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An adaptive fuzzy synchronization controller is designed for a class of fractional-order neural networks (FONNs) subject to
backlash-like hysteresis input. Fuzzy logic systems are used to approximate the system uncertainties as well as the unknown terms
of the backlash-like hysteresis. An adaptive fuzzy controller, which can guarantee the synchronization errors tend to an arbitrary
small region, is given. The stability of the closed-loop system is rigorously analyzed based on fractional Lyapunov stability criterion.
Fractional adaptation laws are established to update the fuzzy parameters. Finally, some simulation examples are provided to

indicate the effectiveness and the robust of the proposed control method.

1. Introduction

In the past two decades, study results of fractional calculus
have received more and more attention because, compared
with the classical integer-order calculus, the fractional-order
one has many interesting and special properties. It has also
been proven that a lot kinds of actual systems, ranging from
life science and engineering to secret communication and
system control, can be better modeled by using fractional-
order differential equations (FDE) [1-10]. The nonlinear sys-
tem, which is described by FDE, has memory. This advantage
makes it possible to describe the hereditary as well as memory
characters of many systems and processes. On this account,
a lot of scholars employed the fractional-order derivative
to replace the integer-order one in neural networks to get
the FONNSs [11-18]. It is known that the fractional model
equips the neurons with more powerful computation ability,
and these abilities could be used in information processing,
frequency-independent phase shifts of oscillatory neuronal
firing, and stimulus anticipation [13, 19]. By far, lots of
methods have been given to synchronize FONNSs [5, 12, 13,
20-22]. It should be mentioned that, in above works, the
model of the master FONN should be known in advance.

How to design synchronization controller when the master
system’s model is unknown is a challenging but interesting
work.

It is well known that hysteresis can be found in a
great mount of physical systems or devices, for instance,
biology optics, mechanical actuators, electromagnetism, and
electronic circuits [6,23-26]. Hysteresis can damage the
control performance or even lead to the instability of the
controlled system. How to construct proper controller for
these kinds of systems is an interesting work. With respect
to integer-order systems subject to hysteresis, a lot of results
have been given. In [27], a feedback controller was introduced
to control nonlinear systems with hysteresis. The control of
systems subject to Prandtl-Ishlinskii hysteresis was studied
in [28]. To see more results on the control of integer-order
systems with hysteresis please refer to [29-33]. However, with
respect to fractional-order nonlinear systems with hysteresis,
the related literatures are very few.

Up to now, fuzzy control methods have been stud-
ied extensively [34-42]. Specially, this approach has been
particularly used to synchronize or control integer-order
neural networks (IONNs) [43-47]. In above literature, fuzzy
logic systems were employed to approximate the uncertain
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functions. To enhance the approximation ability of the
fuzzy system, some robust terms, for example, sliding mode
control, H,, control should be used together with the main
fuzzy adaptive control term. It should be pointed out that the
above results are limited to uncertain IONNSs. It is advisable to
discuss the synchronization problem for uncertain FONNs.

In our paper, an adaptive fuzzy control approach is
introduced for synchronizing two uncertain FONNSs. Based
on some fractional Lyapunov stability theorems, the stability
analysis and the controller implement are given. To show the
effectiveness of the proposed synchronization method, some
illustrative examples are presented. Bearing the results of
aforementioned works in mind, the main contributions of our
study consist of the following: (1) by designing an adaptive
fuzzy controller, a practical synchronization is proposed for
a class of uncertain FONNs. To the best of our knowledge,
how to construct fuzzy adaptive control for FONNs has
not been previously investigated up to now, except some
preliminaries works in [8, 46]. It should be pointed out that,
in these works, the integer-order stability analysis method
is used. However, in this paper, we will use the fractional
stability analysis approach, and the stability of the closed-loop
system is proved rigorously. (2) The models of the FONNs are
assumed to be fully unknown (i.e., the controller designed is
free of the models of both master and slave systems). (3) The
control of fractional-order nonlinear systems with backlash-
like hysteresis input is studied.

2. Preliminaries

2.1. Some Basic Results of Fractional Calculus. The gth frac-
tional integral is defined by

1 Jt f
T'(q) Jo (t-7)"1

e "dr. The gth fractional-order deriv-

£ (t) = dr, )

where I'(q) = fomo 7171

ative is given as

1 t (1)
[ Lan @
T(n-q) Jo (t-0)T"™"

where n — 1 < g < n(n € N). The Laplace transform of the
Caputo fractional derivative is

DIf (1) =

(o] n-1
J e'DIf (t)dt = s"F (s) - Y ST P 0),  (3)
0 k=0
where F(s) = Z{f(t)}. For convenience, we always assume
that 0 < g < 1 in the rest of this paper.
The following results on fractional calculus will help us to
facilitate the synchronization controller design as well as the
stability analysis.

Definition 1 (see [1]). The Mittag-Leffler function is defined
by

00 (k
E = _—, 4
b © k;)r (a1k +g,) )

where g;,q, > 0,and { € C.
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The Laplace transform of (4) is as follows [1]:

B-1 ) B sh™1
2{"'E, , (-at™)} = . (5)

Lemma 2 (see [1]). Let x(t) € C'[0,T] with T > 0; then one
has

ol DX (1) = x (t) — x (0),
- (6)
D70, %% (t) = x (t).
Lemma 3 (see [1]). Let € C and to constants q, u satisfying
0<g<2and

? < p < min {r,q}, (7)

and then the following equality holds:

a 1
Fap )= ZF ﬁ aj) z o<|zl”“>’ (8)

J=

|z| — oo, u < |arg(z)| < .

Lemma 4 (see [1]). Let 0 < g < 2 and 3 € R. If there exists a
positive constant y such that mq/2 < p < min{m, nq}, then one
has

[Eys @] = 2, ©

1+ |z

where by is a positive real constant, y < | arg(z)| < m and |z| >
0.

Lemma 5 (see [2]). Let x(t) = 0 be an equilibrium point of the
following fractional-order nonlinear system:

Dix(t) = f (t,x(t)). (10)

If one can find a Lyapunov function V (t, x(t)) as well as three
class-K functions g;, i = 1,2, 3 such that

g1 (lx @) <V (& x (1) < g, (Ix O,
DIV (£ x () < —g5 (Ix OI) »
then system (10) will be asymptotically stable.

Lemma 6 (see [4]). Let x(t) € R" be a continuous and deriv-
able function. Then, for any t > 0,

%quT ) x(t) < x" (1) Dx(t). (12)

Lemma 7 (see [3]). Let x(t) € X" be a continuous and deriv-
able function. Then, for any t > 0,

%quT (t) Bx () < x7 (£) BDx (¢), (13)

where B € R is a positive definite constant matrix.
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2.2. Description of a Fuzzy System. A fuzzy logic system
consists of four parts: the knowledge base, the fuzzifier,
the fuzzy inference engine working on the fuzzy rules, and
the defuzzifier [34-40, 48]. Usually, a fuzzy logic system is
modeled by

Yier 95 () pj (x (1))

Jeem) = 2t

, (14)

where f (a Lipschitz-continuous mapping from a compact
subset O € R" to the real line %) is called the output of the
fuzzy logic system, x = [xl,...,xn]T e C'.7,Q] (the set of
all continuous mappings from .% = [0, +00) € X to Q which
have continuous derivatives) is called the input vector, ] =
[1L,%, F; consists of N; fuzzy sets (1 < i < n), p; (a map-
ping from 9?” to the closed unit interval [0, 1] € X) is called
the membership function of rule j (j € J), and 9; (a mapping
from .7 to &) is called the centroid of the jth consequent set
(j € ]); we may identify J with {1,2,..., N} for the sake of
convenience. Write 9(t) = [9,(¢),... ,SN(t)]T and @(x(t)) =
[ql(x(t)),qz(x(t)),...,qN(x(t))]T, where q; (called the jth
fuzzy basis function, j € J)isa continuous mapping (and thus
¢ : Q — R is continuous) defined by

I . Lo (15)
qj - Zse} Hs (X (t)) '
Then system (14) can be rewritten as
fax®)=9" 1)) (16)

3. Main Results

3.1. Problem Description. Consider a class of FONNs de-
scribed as

Dix; () = ~ax; (t) + Z i fie (i (1)) + (17)

where i = 1,...,n, x;(t) is the state variable, g, > 0 and
by, k = 1,2,...,m are constants, I; represents the external

input, and f(-) is a smooth nonlinear function.
Write x(t) = [x,(t),. ..,x O € R, f() = [f,(),..

fOIT eRLI=1[1,,..., 1] e R", A = —dlag(al,...,an) €
R™™ u(t) = [u)(t),...,u,,(t)] € R™,
bll ' bln
B=|: - i ]e¢ R™" (18)
bln ' bnn

then (17) can be written into the following compact form:
Dx (t) = Ax () + Bf (x (t)) + 1. (19)

To guarantee the existence and uniqueness of the solu-
tions of the fractional-order neural network (19) (see, [3]), we

assume that the functions f are Lipschitz-continuous, i.e., for
all x(t), y(t) € R",

Ifeco)-f®)<olx®-y®|. (0

where o is a positive constant.
The slave system is expressed by

Dy () =Ay () +Bf (y®))+I1+Gv(t) +d(t), (21)

where y(t) € " is the state vector of the slave system, G €
R™" is a positive definite control gain matrix, d(t) = [d,(f),
d,(t),..., dn(t)]T € R" is an unknown external disturbance,
and »(¢) € R" represents hysteresis type of nonlinear control
input which is described by

dv (t)
dt

du (t) du (t)

d >

(22)

\ (e ()~ v(®) + 7,

where u(t) = [u(f),... ,un(t)]T € R" is the control input,
Y1> ¥, and y; are three constants satistying y; > 0 and y; > y,.
One can rewrite (22) as

v(t) = pu(t) + A (t)

— _ —a(u(t)-u(0)) sign(i(t))
h(t) = [w(0) —cu(0)]e (23)

u(t)

(b _ C) ear sign(u(t))dT'

4+ ¢~ sign() J

u(0)

When y; = 1.1, y; = 3.22, 9, = 0.44, u(t) = 5.1sin(2t)
and »(0) = 0, the behavior of the backlash-like hysteresis is
depicted in Figure 1.

The objective of this paper is to construct an adaptive
fuzzy controller such that the slave system (21) synchronizes
the master system (19). To proceed, the following assumption
is needed.

Assumption 8. The external disturbance is bounded, i.e.,
|d;(t)] < d;, i = 1,2,...,nwhere d; is an unknown positive
constant.

3.2. Synchronization Controller Implement. In this part, we
will give the detailed procedure of the adaptive fuzzy
controller design as well as the stability analysis. Let the
synchronization error be e(t) = x(t) — y(t). It follows from
(19), (21), and (23) that

Dle(t) = Ae(t) + A(f (x () = f (y ®))) = y5Gu (1) »
-Gh(t)-d(t).
Denote =2 = (1/)/3)G_1; (24) implies that
ED%e(t) = @ (e (t)) —u(t), (25)

where @(e(t)) = E(Ae(t)+A(f(x(1))
is an unknown nonlinear function.

- f((0))-Gh(t)-d(t))

Remark 9. In fact, it is easy to know that @ is a function
of x(t), y(t), e(t), and t. In this paper, the synchronization
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u(t)

F1GURE 1: Hysteresis curve.

error will be used as the input of the fuzzy logic systems.
In addition, the synchronization error e(f) can be seen as a
bridge between the signals x(¢) and y(t). Consequently, we
will use the denotation @(e(t)) for convenience.

Firstly, let us consider an ideal condition. Suppose that
@(e(t)) isknown (i.e., d(t), f(x(t)), and f(y(t)) are all known
in advance). Thus, the ideal controller can be given by

Ugg =@ (e(t)) + Ke(t), (26)

where K = diag(k,,...,k,) withk; > 0,i = 1,2,...,n. Then,
we can give the following theorem.

Theorem 10. If the models of the master and slave systems
are known, and the synchronization controller is given by (26),
then we have that the synchronization error converges to zero
asymptotically.

Proof. Substituting (26) into (25), one has
ED%e (t) = —Ke(t). (27)

Define the following Lyapunov function:
V(t) = %eT (t)Ee (). (28)

According to Lemma 7, the gth derivative of V(t) is
bounded by

D*V (t) = Lpaer (t)Be (t) < e’ (t) ED%e (t)
2
29)
< -k(),
where k = min{k,, k,, ..., k,}. Thus, according to Lemma 5

and (29) that the synchronization error will converge to zero
asymptotically. O

Since @(e(t)) is an unknown function, the above con-
troller (26) may be inapplicable. In such a case, by using the
fuzzy logic system, let us approximate @(e(t)) (16) as

@, (9 (1), e®) =9 )i (e(t)), (30)

where ¢,;(x(t)) is a fuzzy basis function, and 9;(t) is
an adjustable parameter of the fuzzy system which drive
sup{|@;(e(t)) — (5,-(91-*, e(t))| small enough. Let the parameter
estimation error with respect to 9; be

81 =9®-9, (31)
and the fuzzy approximation error with respect to 9 be
& (e () = @; (e (1) - &; (9 e (1)) (32)

According to the universal approximation theorem, one
can know that the fuzzy systems do not violate the universal
approximator property. Consequently, one can make the
following assumption.

Assumption 11. There exists an unknown constant ¢ > 0
such that

sup {|e; (e (1)|} < &". (33)
Based on the above analysis, one has
@; (9; (1), e () - @; (e (1)
=@ (9 (),e(®) - @; (9, e(®) + & (5], e (1)
-, (e(t)) (34)
=@; (9 (t),e(1) - @; (9 ,e () — & (e (1)
=9 (1), (e () — (e ().

Denote 9(t)gp(e(t)) = [9] (g, (e(t)), % (D, (e(®)), ..,
91 (9, (e(t)]" and ()g(e(t)) = [9] (), (e(t), 9 (), (e(t)),
.. .,@?(t)q)n(e(t))]T, then one can rewrite (34) as

DO, e)-a(e®)=9" () ple®)-cle(®), (35

where 9(t) = [9] (£), 92 (¢), .. .,SZ(t)]T € RN (N represents
the amount of the fuzzy rules).

To simplify the stability analysis, we give the following
results first.
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Theorem 12. Suppose that h(t) € R is a positive definite
smooth function. 8, > 0, §, € R are two adjustable param-
eters. If it holds that

Dh () < -8,k (t) +5,, (36)

then h(t) will be small enough eventually if proper parameters
are chosen.

Proof. According to (36), one can find a function {(¢) satisfy-
ing {(t) > 0 and

D (t) +{ (t) = -6,k (t) + 5,. (37)
It follows from (37) that
517! s7Us, 7 (s)
H = — R 38
©) 5‘1+6h(0) (s1+6) s‘1+6l (38)

where H(s) = Z{h(t)} and Z(s) = Z{{(¢)}. One solves (38)
according to (5) as

h(t) = h(0) By, (=6,t7) + 8, E, 1, (=0,t7) = { (1)
(39)
xt Ego (-6,t7),

where * represents the convolution operator. Since that
t_lEq,O(—Sltq) and ((t) are all nonnegative, one has {(¢) *

tilEq,o(—(Sltq) > 0. Consequently, one has
h(t) <h(0) Egy (=6,t7) + 8,t"E, 1, (-6,t7). (40)

It is easy to know that arg(—6,t7) = -7, | - 8,#1| = 0 and
q € (0, 2); thus, by using Lemma 4, one obtains that

|qu(8t). 1+5tq (41)
where x > 0, i.e.,
limh (0) By, (=6,7) = 0. (42)

Thus, by using Lemma 3, one has for every ¢ > 0 and large
enough time ¢ that

B
t*Ey i (ALY) < e g (43)

That is to say, if the design parameters are chosen as
0,/8; < ¢, then according to (40) and (43) one has

h(t) <e. (44)
This completes the proof of Theorem 12. O
Then, one can obtain the following theorem.

Theorem 13. Under Assumptions 8 and 11 and proper control
parameters, if € (t) is the estimation of €”, u(t) is implemented
as

u(t) =Ke(t) +9" () p(e(t) + & (t)sign(e(t)), (45)

5

and 9,(t) and €" (t) are, respectively, updated by
DY, (t) = gye; (1) @; (e (1)) = 61;69; (1), (46)
DIE" (1) = 63 ). le; (6)] - G3648" (©), (47)

i=1

with Gy; Gy G5, G4 being positive design parameters, then one
has that the synchronization error eventually converges to an
arbitrary small region of zero.

Proof. It follows from (25), (35), and (45) that
ED%e (1) = @ (e (1)) ~u(t)
=@(e(®)-Ke(t)-9" () p(e(t)
— € (1) sign (e (1)) (48)
SHOMA0)

— & (t)sign(e(t)) +e(e(t)).
Multiplying e’ (t) to both sides of (48) gives

(®) ¢ (e (1))

=—-Ke(t) -

el (t)ED% (t) = —e' (t)Ke(t) —e’ (1) 9"
+e’ (t)e(e ()
—e' (t)&" (t)sign (e (t))

<—ke' (H)e(t)

- Ze )9

5 (1) ¢: (e (1)

(49)
Z 0] -2 Z le: ()]
i=1
= —l_ceT (t) € (t)
- Y M () g;e®)
in1
- (1) Z le; ()],
i1
where
EM=8 - G0

is the estimation error of £*.

It is known that the DYC = 0 where C is an arbitrary
constant. Thus, it follows from (31) and (50) that IDqgi(t) =
D99,(¢) and DIe*(¢) = DIe*(¢).

Define the Lyapunov function as

V (t) = —e (t)ue(t)+z—9 )9, (t)
! (51)
+2—c3€ (t)



Using (46), (47), (49), and Lemma 6 one has
D7 (t)

el (t)ED%e () + Zigf (t) D19, (1)
=151

+ —s (t) DIE" (t)
3

= —ke' (t)e(t) = D e ()] (1) i (e (1)
i=1

9 (1) D9, (1)

-7 (t)Z|e ®)| + ZC

i=1>1i

e wpe o
3

= ke (t)e(t) - Ze OEROrAC0)

+ lg* (t) <C3Z |ei (t)l — G3G4E (t)>
G3 i=1

(52)

—E M) |e @)
i=1

+Z—9 (1) (1i¢; (8) 1 (e (£)) = 611629 (1))

111

= —ke' (t)e(t) = D) 09 (1)9; (1) — & (VE (1)

i=1

=-ke' (t)e(t) - Y o9 ()9, () -, & OE (1)

i=1

—aE M (1) - Y6 ()9

i=1

< ke (t)e(t) - Zqz’ ORIOREES0

i=1

Z C221 S*T 9
i=1
with 8, = min{2k, ;6,1 6,6,} and 8, = Y (6,:/2)9;7 9" +
G4/ 2)e*? being two positive constants.

Thus, based on (52) and Theorem 12, one knows that the
synchronization error eventually converges to an arbitrary
small region of zero if proper control parameters are chosen.
This completes the proof of Theorem 13. O

C‘* e <-8,7 () +9,

Remark I14. Tt should be pointed out that the fractional-
order adaptation law was also introduced in [3, 5, 49, 50].
However, the above adaptation laws only contain a positive
term (ie., the adaptation law is designed as DI9(¢t) =
oe;(t)@;(t)). Despite using this kind of adaptation law, the
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asymptotical stability of the system can be guaranteed.
Yet, the boundedness of the control parameters cannot be
ensured. The proposed adaptation law contains a negative
term (for example, —¢,;6,;9;(¢) in (46)) which will drive the
updated parameter tends to a small neighborhood of the
origin eventually (see the proof of Theorem 13).

Remark 15. To enforce the synchronization error tending to
a region as small as possible, one must make §,/8, small
enough. To meet this objective, one should choose large k;,
G1» 63 and choose small 6,;, ¢,4.

Remark 16. It is worth mentioning that, in [51], to discuss
the stability of the fractional-order nonlinear systems, a very
complicated boundary condition

I‘(1+oc)

Z T R )IDkx ) D**x (t)

<allx| (53)

is assumed to be known. The above condition was proven in
[51]. Yet, how to get the exact value of a is a challenging work.
But in our paper, by using the quadratic Lyapunov functions,
the aforementioned problem is solved.

Remark 17. It should be pointed out that the proposed control
method does not need the prior knowledge of systems mod-
els. Therefore, the control method can be easily extended to
the following domains: control of fractional-order nonlinear
systems, synchronization of fractional-order chaotic system,
and secret communication, and so on. And relating out
control method to a potential application is one of our future
research directions.

4. Simulation Studies

In (19), letting x(f) € R?, x(0) = [-0.301,0.400,0.299]",
q = 0.96, fi(x;(t)) = tanh(x;(t)), ; = 1, I, = 0, u(t) = 0,

and

2001 -1201 0
B=| 2000 1713 1.154], (54)
~4751 0  1.101

the FONN (19) shows chaotic behavior, which is depicted in
Figure 2.

4.1. Synchronization of FONN with Constant System Param-
eters. Let the initial condition of the slave FONN (21) be
y(0) = [42,-3.1,-19], and G = I;,;. The external
disturbance is defined as d(t) = [sint, cost, sin t+cos t]T. The
control design parameters are given as k; = k, = k; = 0.5.
G =612 = 613 = L1, Gy =655 = Gp3 = 0.05, 63 = 1.55, ¢4 =
0.02. In the simulation, the noncontinuous sign function in
(45) is replaced with arctan (10-).

With respect to the fuzzy logic systems, its input variable
is chosen as the synchronization error e;(¢). For each input, we
give seven Gaussian membership functions on [-5 5]. The
parameters of the proposed membership functions, which are
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TABLE 1: Fuzzy parameters.

Membership functions

Parameter b

Parameter a

Membership function 1 1 -5
Membership function 2 0.8 -2
Membership function 3 0.2 -0.3
Membership function 4 0.09 0
Membership function 5 0.2 0.3
Membership function 6 0.8
Membership function 7 1

2

6
4 4
Xz\
04
2,
0
X2
6
4|
S 2
0+t
-2 L
-3 -2 -1 0

(c)

(d)

FIGURE 2: Chaotic dynamic of the FONN (19) in (a) 3D space; (b) x,-x, plane; (c) x,-x; plane; (d) x,-x; plane.

defined as e @@~/ ape given in Table 1. These functions
are depicted in Figure 3. The initial conditions of the fuzzy
parameters are given as 9, (0) = 9,(0) = 95(0) =0 ¢ B8,

The simulation results are depicted in Figures 4-6. The
results that the signals x,(t), x,(t), and x;(t), respectively,
track y,(t), y,(t), and y,(t), as well as the time response
of the synchronization errors are presented in Figure 4.
The smoothness and the boundedness of the control inputs
are given in Figure 5. The fuzzy parameters, which can
be concluded to be bounded according to the proposed
adaptation law (46), are shown in Figure 6. From these figures
one knows that the proposed controller works well and has
good synchronization performance.

It is well known that the conventional systems usually suf-
fer from discontented performance resulting from modeled

errors, parametric uncertainties, input nonlinearities, and
external disturbances, because it is impossible to provide
accurate mathematical models of practical systems. These
system uncertainties can damage the control performance or
even lead to unstable of the controlled system if they are not
well handled. To show the robust of the proposed method, let
us consider the condition that the master system (19) suffers
from time-varying system parameters and uncertainties.
Suppose that the model of the master FONN (19) is replaced
with

Dx (t) = AAx (t) + Bf (x (t)) + ACE () + 1, (55)

where AA = A+ A € Rnxn AC € R™, and & «
R™" is an unknown external input signal. A and C are two



x1(t) and y; (t)

x3(t) and y;(t)

-2 .
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Membership functions
S i O e~
w £ w (=)} ~ o) o

S
o

0.1

0

Input variable

FIGURE 3: Membership functions.

0 5 10
Time (second)

— x(t)
— @)

—4 .

0 5 10

Time (second)

— x;3(t)
— »3(0)

(c)

FIGURE 4: Simulation results in (a) x,(f) and y, (t); (b) x,(¢) and y,(t); (c) x5(t) and y;(t); (d) synchronization errors.
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Synchronization errors

Time (second)
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unknown matrices. That is, A represents unknown system
parameter perturbations, and ACE(¢) denotes unknown input
nonlinearities.

For convenience, let us suppose that [A,C]=N 1D(1)[N,,
N;], where N; € R™Y9, N, € R9" and N, € R
are known matrices, and D(t) € RY%Y is an unknown
matrix. o1 0

In the simulation, let N; = [001 01 ], N, = [3191 0,
Ny = [§101 % ] and D(t) = [°2§" 58, ] Tt is easy to
know that A and ACE(t) are time-varying matrices.

The simulations are presented in Figure 7. It should
be pointed out that, in the simulation, the slave system
and the controller are chosen to be the same as those in
Section 4.1. From the simulation results we can see that good
synchronization performance has been achieved even the
master system suffers from time-varying parameters and
input nonlinearities. That is, the proposed method has good
robustness.

To indicate the effectiveness of our methods, the simula-
tion results when &(t) = —[2sin(10¢) + 15rand(t), 2 cos(10t) +
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FIGURE 7: Simulation results when u(¢) = [5 sin(20t), 3 cos(20¢t), 4 sin(10£)]” in (a) x, () and X, (£); (b) x,(¢) and X, (1); (c) x5(t) and X;(¢); (d)

synchronization errors.

20rand(t), 2 sin(5t)+18rand(t)]T where rand(-) represents the
random function produced in MATLAB software are shown
in Figure 8.

5. Conclusions

In this paper, an synchronization method was proposed
for a class of FONNSs subject to backlash-like hysteresis by
means of adaptive fuzzy control. We showed that fuzzy logic
systems can be employed to estimate nonlinear functions in
fractional-order nonlinear systems. Based on the fractional
stability theorems, an adaptive fuzzy synchronization con-
troller, which can guarantee the synchronization error tends
to an arbitrary small region of zero, was constructed. How to
combine the proposed method with other control method,
such as fractional-order sliding mode control, is one of our
future research directions.
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