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In the study of the dynamics of a complex system, stability is one
of the more interesting aspects since a stability analysis provides
the principles and methods useful for engineers, mathemati-
cians, and others to obtain a better understanding of the system.
This allows us to understand the nature of the dynamics of the
system and propose a new controller or improve control designs,
optimizing or increasing performance.

On the other hand, it is common that the mathematical
models of dynamic complex systems are, in practice, im-
precise due to uncertainties, parametric variations, non-
modeled dynamics, neglected terms in simplifications, etc.,
among others. Hence, a robust stability analysis for complex
systems is essential to achieve results that more closely
resemble real-world platforms.

Without a doubt, the robustness of stability is one of the
most active research areas in the framework of the analysis
and control of dynamic systems.

In the paper “A PI-Type Sliding Mode Controller Design
for PMSG-Based Wind Turbine,” J. Liu et al. improve the
stabilization of a permanent magnet synchronous generator-
(PMSG-) based wind energy conversion systems (WECS) by
means of a PI-Type sliding mode controller. The results are
supported by the application of the Lyapunov stability
theory and numerical simulations.

The paper “Robust Finite-Time Tracking for Uncertain
Linear Systems with Actuator Faults” by X. Peng et al.

presents a robust finite-time fault-tolerant control (FTC)
scheme for a class of uncertain linear systems in the presence
of multiple actuator faults. The adaptive laws were used to
compensate the effects of faults and uncertainties. It is shown
that the proposed state-feedback model reference adaptive
finite-time FTC scheme can guarantee that the tracking error
converges to a small neighborhood of the origin in finite
time. Simulations are presented for illustrating the proposed
design.

In the paper “Research on Optimization of Production
Decision Based on Payment Time and Price Coordination,”
Y. Yan et al. construct a mathematical model of the optimal
quote and delivery time of orders between a manufacturer
and several retailers, which also includes penalties for late
delivery to the manufacturer, in a supply chain. The authors
apply the shorter processing time rule (SPT) to solve the
problem of production scheduling and use the fact that the
gain function (objective function) is a convex function to
find the delivery time and the optimal price.

The paper “Ground Attack Strategy of Cooperative
UAVs for Multitargets” by Q. Zhang and R. Wei proposes a
strategy of a parallel multiview splicing on clouds (PMVSC)
unmanned aerial vehicles using precise target recognition
and attack and task assignment. Simulations and experi-
ments are performed on an experimental cooperative UAVs
platform in order to implement the proposed algorithm.
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In the paper “Risk Analysis of Emergency Based on
Fuzzy Evidential Reasoning” by X. Qiao and D. Shi, the
proposed analytical reference framework allows the authors
to provide an approach based on fuzzy evidential reasoning
to analyze, model, and process emergency risks.

The paper “LMI-Based Robust Stabilization of a Class of
Input-Constrained Uncertain Nonlinear Systems with Ap-
plication to a Helicopter Model” by H. Gritli considers the
robust stabilization of the pitch dynamics of a helicopter
model with uncertainties and disturbances via a theoretical
framework based on a LMI approach in order to design a
state-feedback control law.

The reachable set bounding for homogeneous nonlinear
time-delay systems with bounded disturbance is studied in
the paper “Reachable Set Bounding for Homogeneous
Nonlinear Systems with Delay and Disturbance” by X. Zhu
and Y. Sun. Here, the authors establish a necessary and
sufficient condition such that all the system solutions
converge asymptotically within a specific ball. Finally, a
numerical example is presented to illustrate the proposed
theoretical results.

A saturation control with a feedforward term to the
trajectory tracking task of a magnetic levitation system
connected to a beam mechanism is proposed in the paper
“Nested Saturation Function Control of a Magnetic Levi-
tation System” by O. Gutierrez-Frias et al. The proposal
consists in using the flatness of the system to transform the
system in an integrator chain, while a controller based on a
nested saturated function and a feedforward term are used to
force the output trajectories to converge towards the ref-
erence trajectory. The closed-loop solution is proven to be
locally exponentially stable by means of the second method
of Lyapunov. Lastly, numerical simulations prove the ef-
fectiveness of the proposal.

The event-triggered strategy for multiple neural net-
works with parameter uncertainty and time delay is pre-
sented in the paper “Global Robust Exponential
Synchronization of Multiple Uncertain Neural Networks
Subject to Event-Triggered Strategy” by J.-E. Zhang and H.
Liu. Here, several sufficient criteria to ensure global robust
exponential synchronization of coupling neural networks
using matrix inequality techniques are given. Eventually,
three numerical examples are offered to illustrate the ob-
tained results.

A fuzzy robust control to mitigate the bullwhip effect in
the uncertain closed-loop supply chain with lead times is
proposed in the paper “Mitigation of Bullwhip Effect in
Closed-Loop Supply Chain Based on Fuzzy Robust Control
Approach” by S. Zhang and M. Zhang. For this, the lead
times are included in the closed-loop supply chain models,
an additional Takagi-Sugeno fuzzy controller for lead times
is designed, and a new fuzzy robust control approach is put
forward to effectively mitigate the bullwhip effect caused by
uncertainties and lead times, and the stability of the closed-
loop supply chain system using LMIs is ensured.

A trajectory tracking control algorithm based on a
fractional-order PD controller for a wheeled mobile robot is
presented in the paper “Design, Implementation, and Val-
idation of Robust Fractional-Order PD Controller for

Complexity

Wheeled Mobile Robot Trajectory Tracking” by L. Zhang
et al. For robust fractional-order controller regulation, an
improved flat phase property as a robust controller tuning
specification is put forward to guarantee the robust flat phase
frequency interval width instead of only one flat phase
frequency.

The problem of establishing tuning rules to a propor-
tional retarded controller for LTI systems is addressed in the
paper “o-Stabilization of a Flexible Joint Robotic Arm via
Delayed Controllers” by G. Ochoa-Ortega et al. The proposal
consists in giving analytic conditions to o-stabilize this
system class and guarantee a maximal decay rate in the
system response. The conditions presented in this paper are
tested experimentally in tracking tasks on a underactuated
mechanical nonlinear system known as flexible joint robotic
arm using a feedback linearization approach.

Concerning the robust stabilization of systems subject to
oscillations and possible impacts, a robust LMI-based control
approach is proposed in the paper “Robust Position Control
of a Two-Sided 1-DoF Impacting Mechanical Oscillator
Subject to an External Persistent Disturbance by Means of a
State-Feedback Controller,” by F. Turkia et al. The authors
provide the stabilization conditions of the controlled hybrid
dynamics by means of the S-procedure in terms of bilinear
matrix inequalities, which are converted into linear matrix
inequalities. Numerical simulations for different conditions
are provided to show the effectiveness of the proposal.

Considering again fractional-order systems but with an
adaptive backstepping control scheme, the paper “Adaptive
Neural Network Control of a Class of Fractional Order
Uncertain Nonlinear MIMO Systems with Input Con-
straints” by C. Wang et al. ensures the convergence of
tracking errors even with dead-zone and saturation non-
linearities in the controller input. In this work, unknown
nonlinear uncertainties are approximated by a radial basis
function neural network and the parameters update laws
with incommensurate fractional order are used in the
controller to compensate those unknown nonlinearities.
Two simulation results are presented to validate the efficacy
of the proposed scheme.
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The trajectory tracking task of a magnetic levitation system connected to a beam mechanism is solved by means of a nested
saturation control with a feedforward term. The flatness property of the system allows to use the nested saturation control
technique and the feedforward control to stabilize the output tracking error around the equilibrium. The closed-loop error
dynamics is proven to be locally exponentially stable. Numerical simulations prove the effectiveness of the proposal.

1. Introduction

Underactuated systems are currently an active research area
in automatic control design. On the one hand, their amount
of advantages such as lighter structures, economic designs,
the possibility of compensating a failure on a fully actuated
system, among others, has allowed their use in many ap-
plications such as mobile robotics, marine systems, aero-
space robotic systems, cranes, flexible robots, and fault
compensation systems [1-4]. On the other hand, the control
problems of regulation and trajectory tracking of under-
actuated systems lead to complex solutions which cannot be
solved by classical schemes [5]; some of the complexities are
due to the difficulties to find general properties concerning
their capacity of being linearizable, relations between de-
grees of freedom and independent control actuators [6],
passivity [7, 8], ill-defined relative degrees [9], and so on.
Most of the solutions for this class of systems deal with the
regulation problem, where energy-based schemes are the
most popular. The trajectory planning tasks and their
tracking demand more complex strategies. This is due to the
fact that not all joint trajectories are attainable for this class
of systems [10]. To overcome this problem, the capacity of
finding a set of variables that can parameterize the system

trajectories (differentially flatness [11-13]) allows to estab-
lish a trajectory planning and a subsequent controller
synthesis.

In particular, magnetic levitation systems have been
extensively analysed and used in the design of frictionless
bearings [14], vibration isolation [15], manipulation and
micromanipulation systems [16, 17], drug and people
transporting [18, 19], energy harvesting [20-22], etc., where
noncontact motion control or avoiding the use of lubrication
systems is desirable [23-25]. The control of this class of
systems has been tackled from a wide variety of nonlinear
approaches [26, 27]. The magnetic levitation in a beam
balance configuration has been approached by feedback
linearization [28]. In [29], the regulation problem of a beam
balance system is solved though a Lyapunov-based control
considering restrictions in states and input. Hu et al. [30]
developed a saturated linear feedback to solve the same
problem achieving a larger attraction region with respect to
linear techniques. Passivity-based control is also imple-
mented though the interconnection and damping assign-
ment [31]. In [32], a sliding mode controller is used for the
regulation problem using two magnetic actuators in an
agonist-antagonist configuration. The problem of trajectory
tracking for a ball levitation system controlled by magnetic
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bearings has been solved by a flatness-based control [33-35],
where path planning is used to avoid the input constraints in
the control design although the natural saturations are not
part of the control design in contrast with other schemes.
The idea of using the saturations as a part of the control
design in combination with the advantages of a flatness-
based control seems to be a good alternative to solve the
problem of trajectory tracking enhancing the control re-
sponse in case the control saturation may arise. The nested
saturation function approach was introduced by A. Teel in
[36] to solve the stabilization of a chain of integrator of
arbitrary order, and it can also be used for trajectory tracking
for a class of trajectories restricted. Other works that solve
this problem are presented in [37-39]. Besides, this tech-
nique has been used for stabilization of a class of under-
actuated systems [40-43].

In this sense, this article deals with the problem of
trajectory tracking of a beam balance levitation system by
means of a nested saturation function approach in combi-
nation with the flatness property of the system. The proposal
consists in using the flatness of the system to transform the
system in an integrator chain, and then, a controller based
on a nested saturated function and a feedforward term is
used to force the output trajectories to converge towards the
reference trajectory. The closed-loop solution is proven to be
locally exponentially stable by means of the second method
of Lyapunov.

The remainder of the article is given as follows: the
dynamical model of the magnetic levitation system, the
flatness property, and the problem formulation are given in
Section 2. The control proposal and its stability proof are
provided in Section 3. Some numerical simulations which
show the behaviour of the proposal are presented in Section
4, and finally, some concluding remarks are stated.

2. System Model

Consider the magnetic levitation system, shown in Figure 1,
where a beam can rotate freely, and its movement is affected
by the gravity effects and the control input derived from a
magnetic force generated on a controlled electromagnet coil.
The dynamical model is given as follows:

3&1 (t) = X5 1),

.oy Cel  x;(t) 2 mgrcos(x, (1))
% (@) T [lsin(x1 (t))] - ] ’ (1)

where x, (t) is the angular position of the pendulum, x, (t) is
its corresponding angular velocity, and x; (¢) is the current
of the inductor. Ce represents the electromagnetic force
proportionality constant. J is the inertia moment of the
beam, [ is the distance between the pivot and the center of the
permanent magnet, rn denotes the mass of the beam, g is the
gravity constant, and r is the radial distance of the center of
mass of the beam to the rotational center. L and R are the
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FIGURE 1: Magnetic levitation system.

inductance and resistance parameters of the electromagnetic
subsystem. Finally, u(t) is the control input, applied on the
electromagnetic system. It is assumed that the output var-
iable is the position of the beam x, (t).

Last system admits a canonical controllable form by
means of the following change of coordinates [44]:

Fi(t) = x, (1),

F, (t) = X5 ),

(2)
RO
Fy(t) = al(sin o (t))) a, cos (x; (1)),
where a; = (Ce/JI*) and a, = (mgr/]).
We have the following inverse transform:
x, () = F; (t)
t)=F,(t
x, (1) 5 (1) (3)

x5 (t) = \/ail (F5 (t) + ay cos (F, (£)))sin” (F, ().

The dynamics of (1) in terms of coordinate transfor-
mation (2) is given as follows:

Fl(t) = F,(t),
F,(t) = F5(t),
E;(t) = —2(F5(t) + ay cos(F, (t)))r (F, (), F, (1))

(4)
+a, sin(F, ())F, ()

2./a; ’Fs (t) + & cos (F, (1))
L \j sin® (F, (1)) “0)

where

r(F, (). F, (1)) = (1—2 + By (H)cot (F, (t))). (5)
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This system can be controllable except when F, () = 0 or
in the set F5(t) + a; cos (F, (t)) = 0.

2.1. Problem Formulation. The following problem formu-
lation is established: given a smooth admissible reference
trajectory of the beam angle, denoted as xj (¢), devise an
output feedback control law u(f) such that the trajectory
tracking error remains after a settling time on a vicinity of
the origin of the phase variable plane, as small as allowed by
the system nonlinearities and the control gains to be
designed.

3. Nested Function Control Design

From (4), it can be shown that the system is differentially flat
[11, 12] with flat output F, (¢) = x, (¢). That is, system (4) has
the form

F() (1) = h(F, (6), F, (), F, () + p(F, (0, F, (8) Ju (),

(6)
with
h(F, (6), F, (1), F, (£)) = =2(F, (£) + a, cos (F, (1)) ) x
(% +F, (t)cot (F, (t))) +a, sin (F, (t))F, (t)
. _2ya ’Fl (t) + a; cos (F, (1))
P(FL . F, () = L sin (F, (1))
(7)

The following linearizing control input

u(t) = (=h(F, (&), F, (6), F, (1) + 7 (1)),

1
p(F, (1), F, (1))
(8)

yields the following linear controllable in the Brunovsky
canonical form

Fi) (1) =v(1). 9)

Let us define the flat output error as
ep (t):= F,(t) — Fy (t), where Fj(t) = xj (t). In order to
express the dynamics in terms of the tracking error coor-
dinates, the following feedforward input term is introduced
in the last expression:

(1) = F19 (1) + v (1) (10)

Thus, using (8) and (10) in (4), the following expression
is obtained:

e (1) = v(t). (11)

Last system admits the canonical

representation:

following

e (1) = ep, (1),
€p (1) = ep3 (1), (12)
éps (1) = v(b).

Let us introduce the following linear transformation
[36, 45]:

q, (t) 12 17[ep (1)
g () | =10 1 1|{ep(t) | (13)
qs (1) 00 1llep(t)

Last transformation leads system (12) to
41 (1) = g, () + g5 () + v (1),
4 () = g5 () + v (1), (14)
qgs (t) = v(1).

Therefore, as system (12) is expressed with a chain of
integrator, we suggested a controller based on nested sat-
uration function. This technique, proposed in [36], has been
used for controlling a wide class of the underactuated system
[40-42, 46]. Thus, our stability problem will be solved as
follows. First, a linear transformation is used to directly
propose a trajectory tracking controller; then, it is shown
that the proposed controller guarantees the boundedness of
all states, and after a finite time, it is possible to ensure that
all states converge to zero [43].

Let us define the following saturation function:

Definition 1. The linear saturation function g, (s): R — R
is defined as
|s| <m,

S, if
O (5) = { (15)

m-sign(s), if |[s|>m.
Finally, the trajectory tracking controller can be pro-
posed as

(16)

v(t) = —q5 () - Kaa(M)

K

where K is a positive constant, >0 and >0 are fixed
parameters, and o,, is a linear saturation function.

3.1. Boundedness of All States. We show in three simple steps
that the closed-loop solution of the proposed closed-loop
systems (14) and (16) ensures that all the states are bounded.
Moreover, the bound of each state directly depends on the
designed parameters of the controller.

Step 1. We define a positive definite function
2
t
V3 (qst) :%T()- (17)

Then, differentiating (17) and using the third differential
equation of (14), we have the time derivative of V5 (gs,t)
given by



. q, (1) + 05(q, (1))

Vs(a5t) =43 (1) - 4 <t>1<oa(% :

(18)

It is clear that V3 (g5-t) <0 when |g; (t)| > aK; therefore,
there is a finite time T, > 0 such that

lgs ()| <aK, Vt>T,, (19)

where K > 0.

Step 2. Now, we proceed to analyze the behaviour of the
state g, (t). Hence, we introduce a positive definite function
V, (s t) = g5 (t)/2. Differentiating V, (g, t), we obtain after
substituting (16) into second differential equation of (14)

0:(0) + 0 (th))), 0

Vz (‘bt) =4 mK%( K

where a and 8 are selected such that a>2p. Evidently, if
lg, ()| > B, then V, (q,,t) <0, and there is finite T', > T, after
which

la, (D] <B,  VE>T,, (21)

when this condition is satisfied, and the control v(¢) turns
out to be

v(t) = —q5 () — q, (t) — a5 (q, (1)). (22)

Step 3. Substituting (22) into first differential equation of
(14), we obtain

4, () = —og(q, (1)) (23)

Now, we define an auxiliary positive definite function
V,(qy,t) = ¢} (£)/2. By differentiating V,(q,,) along the
trajectories of (23), we obtain

Vl (apt) = - (t)aﬁ (a: (1)), (24)
where § must be chosen such that > 0. If |q; (¢)| >0, then
V,(q;,t) <0, and hence, there is finite T'; > T', after which

g, ()] <0, Vt>T;. (25)
Consequently, g, is also bounded. So, all previous
constraints on parameters o and 5 can be summarized as
a>2p,

B>0. (26)

Manipulating the last inequalities, we can select the
control parameters as follows:

a=2A,

Bl (27)

where A > 0.

3.2. Convergence of All States to Zero. We shall prove that the
closed-loop system given by (14) and (16) is asymptotically
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stable and locally exponentially stable, provided that the
controller parameters satisfy (26).

We must note that, after > T}, the control law is no
longer saturated, that is,

v(t) = —q5(t) — g, (t) — q, (1), (28)
and the closed-loop system can be expressed as

g, (t) = —q, (1),

4, (t) = =g, (1) — g5 (8), (29)

45 (1) = =5 (t) — g, (1) — g, (1)

Let us define the following Lyapunov function:
1
Vig.1) =591)q(), (30)

with q(t): =[q,(t) q,(t) q5(t)]". Now, differentiating
V' (g,t) along the trajectories of (29), we obtain

Vi(gt) = -q(t)"Mq(b), (31)
where
1 1/2 12
M=(12 1 1/2| (32)
1/2 172 1
Note that A_; {M} = 1/2, and therefore, M is positive

definite Therefore, V (g, t) is negative definite, and the vector
state g locally exponentially converges to zero after > T}.
From the above discussion, we have the following.

Proposition 1. Consider the magnetic levitation system as
described (1) in a closed loop with controller (8). Then, the
closed-loop system is asymptotically stable and locally ex-
ponentially stable provided that the control parameters « and
B satisfy the inequalities.

4. Numerical Simulations

To test the performance of the controller, we carried out
some numerical simulations using MATLAB program, and
the results were obtained based on the numerical method of
Runge-Kutta of fourth order with the fixed step of 0.001 s.
The physical parameters of the system are
C, = 9.9081x ¢ (Nm?/A?), ] = 0.01 (kgm?),l = 0.2 (m),m =
0.6 (kg), g = 9.81 (m/s%), r = 0.009 (m), L = 0.2703 (H), and
R = 4.5 (Q)), and the controller parameter values were set as
a=3,f=15and K=1.

The first experiment shows the behaviour of the system,
for a rest-to-rest trajectory, and in this case, we use a ref-
erence trajectory-type Bezier polynomial (x} (¢)). The initial
conditions were set as x; (0) = —0.1(rad), x, (0) = 0(rad/s),
and x;(0) = 0.5(A). In Figure 2, the output tracking re-
sponse is shown, and we can see that the controller effec-
tively brings the system from initial position
(x; (0) = -0.1(rad)) to the final rest position (x} (ty) =0.4)
after 7 seconds. The behaviour for the states x, (¢) and x5 ()
is shown in Figure 3. Finally, Figure 4 depicts the control
input.
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FIGURE 2: Output tracking response for a rest-to-rest trajectory.
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FIGURE 5: Output tracking response for a sinusoidal trajectory.
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The second experiment was designed under the same
setup, but in this case, we use a reference sinusoidal tra-
jectory (x7j (t) = 0.4 +0.1sin(nt/4)). The result of the

0.6 -

xp, X} (rad)

10 20 30

Time (s)

— x{(®)
- x)
-== XIsm

FIGURE 9: Comparison results for sinusoidal trajectory tracking.

experiment is presented in Figure 5. From this figure, we can
see that the controller was capable of performing the task of
tracking a sinusoidal trajectory. In Figure 6, the behaviour
for the states x, () and x;(t) is shown. Finally, Figure 7
presents the control input.

In Figure 8, the output tracking response for a sinu-
soidal trajectory with different initial conditions is shown.
In this case, x; (0) = [-0.5,0.5] (rad), and we can see that
the controller was capable of performing the task of
tracking a sinusoidal trajectory adequately. Some tests
were carried out in order to verify the sensitivity of the
control scheme with respect to the initial conditions, in
which a set of different initial conditions in an admissible
operation range was used. The results indicate that the
response is not affected by the initial conditions, and there
is a lack of overshooting effects which are typical in high-
gain schemes.

4.1. A Comparison Test. In order to assess the behaviour of
the control proposal, a comparison test was made against a
robust control strategy, consisting in a sliding mode con-
troller (see [47]). The sliding mode controller was set to be
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(33)

The control parameters used in the test were W = 20,
A, =24, and A, = 36. Figure 9 shows the tracking results,
where the sliding mode results (denoted by the subindex
sm) converged faster without any overshooting effects.

0 5 10 15 20 25 30 Figure 10 depicts the states x, and x5, in which both
Time (s) schemes had similar values (reachable for experimental
— implementations). Figure 11 shows the advantages of the
" proposal since the voltage input of the sliding mode showed

--= u(®) . . Sy . .
the high-frequency behaviour, which is a classic problem in
Figure 11: Control input (comparison test). sliding mode control implementations which may demand

high control efforts. Notice that the proposal has a better
energy management, leading to similar results with a
smoother control input. This can be noticed with the
. obtained performance index fuz which is shown in
25 10 . , . . . Figure 12.

5. Conclusion

A nested saturation-based controller for the trajectory
tracking task on a beam levitation system was introduced
and proven to be effective. The flatness property of the
magnetic levitation system permits to express the system as a
third-order integrator chain, allowing the use of nested
saturation functions to design a trajectory tracking
controller.

The proposed scheme forces the system output to track
the reference trajectory even in the presence of the input
constraints and ensures that all states converge exponentially
Time (s) to the desired trajectory. The stability analysis is based on the

second method of Lyapunov using a simple candidate

function. Some computer simulations showed the effec-

tiveness of the proposal in the tracking of a rest-to-rest and
FIGURE 12: Performance index of the input control. sinusoidal trajectories.

— ()
()



On the contrary, as a future research, some other
nonlinearities such as hysteresis in the magnetic actuator
[48] can be addressed. This effect is important for the design
of maglev systems in superconductor-based transportation
system applications.
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In this paper, a trajectory tracking control algorithm is proposed based on the fractional-order PD (FOPD) controller for a
Wheeled Mobile Robot (WMR). Firstly, an improved flat phase property is put forward as a robust controller tuning specification.
This specification is capable of guaranteeing the flatness of the phase curve in a frequency interval, so the controlled system
robustness can be improved. Then, the stabilization process is discussed with respect to the parameters of the FOPD controller
through a visualized 3-dimensional surface, so both the stability and robustness of the controlled system can be guaranteed under
the proposed controller. Furthermore, the implementation of the proposed robust FOPD controller is presented, which makes the
control algorithm easy to be realized. At last, the effectiveness of the proposed trajectory tracking control algorithm is verified by

the simulation and experiment results.

1. Introduction

Wheeled Mobile Robots (WMRs) are capable of working in
different situations, including the inclement, dangerous, or
even harmful ones. In the past few decades, WMRs have
been widely applied in a great variety of civilian and military
tasks, for example, space exploration, materials trans-
portation, supplies delivery, mine clearance, and search and
rescue [1-6]. Currently, trajectory tracking and regulation is
one of the most concerned problems in WMRs related
studies [7]. Without an effective control strategy, a pre-
defined tracking strategy is hard to follow, especially in long
distance or complicated environment tasks. The nonholomic
properties, internal dynamics, feedback sensors of WMRs,
and external load disturbance may bring in different kinds of
immeasurable uncertainties [8]. Therefore, more precise and
robust trajectory tracking strategy will certainly help in
improving the operation efficiency of WMRs.

Typically, Proportional-Integral-Derivative (PID) con-
troller is always used in the control process of industrial

robotics including WMRs. But its control effect has been
suspicious at times when better robustness and transient
performance are required. However, the combination of
fractional calculus and traditional PID controller, namely,
fractional-order PID (FOPID) controller, provides novel
potential and opportunity of solving this kind of problem.
Many studies have investigated the design and application of
FOPID type controllers [9-11]. One of the most represen-
tative works is the PI'D¥ controller proposed by Podlubny,
which is an extension of the traditional PID controller with
two extra order parameters [10]. Another kind of FOPID
controller designed based on phase and magnitude margin
frequency specifications is presented by Vinagre et al. [12].
Except for phase and magnitude margin specifications,
Monje et.al. added the extrasensitivity and complementary
sensitivity functions in the design specifications of the
FOPID controller [13]. A similar FOPI controller whose
parameters were tuned by symmetrical optimization func-
tion was studied by Maione and Lino [14]. In [15, 16], the
original and modified Ziegler-Nichols methods were used in
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the design process of FOPID controllers. The Newton-
Raphson recursive algorithm was applied by Feliu et al. in
the parameter optimization process of an FOPI controller
[17]. Moreover, some intelligent control algorithm-based
FOPID tuning methods have also been studied [18-22]. An
autotuning variable-order fuzzy FOPID controller is in-
vestigated in [18] by Liu et al. in which all the parameters can
be tuned online to deal with random time delay or system
parameter uncertainties. The detailed advantages of the
FOPID type controller can be concluded as following.
Firstly, the FOPID type controller inherits the characteristics
of the traditional PID controller, such as simple structure,
clear physical, and meaning. Secondly, through the extra-
differential and integral order parameters, the design flex-
ibility of the controller is increased so better dynamic
performance and robustness may be achieved with this type
of controller. Subsequently, the FOPID type controller has
the memory property and can adjust the output of the
controller properly following the error history information
in order to obtain better performance. At last, the added
fractional-order terms can help adjust the high-frequency
and low-frequency characteristics of the closed-loop easily
[23].

In addition, the practical applicability of the FO con-
troller has been verified in some practical applications.
Several FO control examples, including industrial plants
and electromechanic actuator, are presented in [24]. A brief
summary and introduction of FOPID controllers applied in
various kinds of industrial situations is given in [25]. The
CRONE controller which can compensate the disturbance
caused by parameter uncertainties and load changes has
been successfully used in vehicle suspension [26] and path
tracking [27]. A series of robust FOPID controllers tuned
based on the flat phase property have been used in motion
control [28, 29]. Moreover, in [30], an FO controller is used
in the trajectory tracking task of a differential drive WMR.
The experimental results show that the control perfor-
mance of the FO controller is more satisfactory compared
with the traditional PD controller. Another speed and
direction control task accomplished by the FOPI controller
for skid-steered WMR is presented in [31], which also
achieves superior control performance. Nevertheless, the
related studies are still quite limited at present. The stability
of the controlled systems and the advantages of FO con-
trollers applied in speed regulation, trajectory tracking, and
other practical applications of WMRs need more
exploration.

The main contribution of this paper includes the design,
implementation, and validation of an FOPD controller for
precise trajectory tracking of WMRs. For robust FO con-
troller regulation, the flat phase property has been widely
used as a design specification [29, 32]. This is because it can
guarantee the flatness of the phase curve around the in-
terested crossover frequency w,, so the system phase margin
can remain constant and the system is robust to load var-
iations. However, there are mainly two drawbacks of the
original flat phase property. The first one is that it can only
guarantee the flatness of the phase curve at one frequency,
namely, w.. The other one is there are several nonlinear
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equations to be solved in the controller design process, so it
is hard to find a solution. The improved flat phase property
proposed in this paper can guarantee the robust flat phase
frequency interval width instead of only one flat phase
frequency and at least one parameter set which satisfies all
the specifications can be found. In addition, the system
stabilization and implementation problems are also dis-
cussed. The simulation and experiments results are shown to
verify the effectiveness of the proposed trajectory tracking
control algorithm.

The rest of this paper is organized as follows: In Section
2, the modelling of XQ WMR is given; then, the fractional
calculus and FOPD controller are presented in Section 3;
Section 4 shows the proposed controller design specifica-
tions; Section 5 discusses the stabilizing process for FO delay
systems with the FOPD controller; furthermore, the ex-
periment results and discussion are illustrated in Section 6 to
verify the effectiveness and flexibility of the proposed
controller; finally, the conclusion is drawn in Section 7.

2. Modelling of WMR

The XQ WMR studied in this paper is a three-wheeled
differential drive robot, as shown in Figure 1.

2.1. Kinematic Model of XQ WMR. There are two front drive
wheels and a universal follower wheel on the chassis of XQ
WMR. The two front wheels driven by DC motors provide
the forward power, so the movement and orientation of XQ
WMR can be accomplished by the velocity difference be-
tween the two drive wheels; the universal follower wheel is
mounted on the rear of the chassis. The kinematic model of
XQ WMRis illustrated in Figure 2. As it is shown in Figure 2,
denote v_, v,, and v, as the chassis linear, right wheel, and left
wheel velocities, respectively, 6 as the angular displacement
and w as the angular velocity, where 6 = w, and 2R as the
distance between the two drive wheels. Denote the state
vector S of XQ WMR as follows:

X
s=|yl, (1)
0

where xand y are coordinates of the center mass of XQ
WDMR. Therefore, the forward kinematic model of XQ WMR
can be obtained as follows:

rl q
P v cos () 5 (v, + vy)cos (6)

S=|y|=|vsin(0) | = (2)

. % (v, +v)sin(0) |
0 w

L w J

Then, in order to achieve the input desirable right and
left wheel velocities, the inverse kinematic model of XQ
WMR is achieved as
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0

FIGURE 2: XQ WMR kinematic model.

v, 1 R [
= . (3)
v 1 Rjlw
The control scheme proposed in this paper is shown in

Figure 3. Note that the centre of the two drive wheels O is
assumed to be the mass centre of XQ WMR.

2.2. Motor Dynamic Model of XQ WMR. Before controller
design procedure, the motor dynamic model should be
achieved first. Figure 4 is the schematic diagram of the DC
motor, where R,, and L,, are the total resistance and total
inductance of the armature winding; V,, is the armature
voltage; T'(s) is the electromagnetic torque; w,, is the ro-
tational angular velocity of the motor; and J,, is the rota-
tional inertia on the deceleration shaft.

The transfer function of XQ WMR DC motor can be
achieved as follows:

0(s) k.
V. (s) s[(Lms +R,,)(J s + kf) + khkm]’

G(s) = (4)

where k; and k,, are constants related to the magnetic flux.
Ignoring some of the negligible values and the parameters
which have less impact on the overall mathematical model, a
simplified DC mathematical model can be obtained as a
second-order transfer function as follows:

0(s) k,, K

VL) s[(Lms + Rm)(]ms + kf) + kbkm] Cs(rs+1)
(5)
where the time constant is 7 =R,,J,,/ (R, ks + kyk,,) and
K =k, / (R, ks +kyk,,).
From the experimental identification, the parameters of
the DC motor are achieved as 7 = 0.325and K = 7.74/20.

G(s)

3. Fractional Calculus and FOPD Controller

3.1. Fractional-Order Derivative. Fractional calculus, which
is an extension of traditional calculus, has not got a unified
definition so far. There are three definitions which have been
extensively used [10, 33], namely, Grunwald-Letnikov
definition, Riemann-Liouville definition, and Caputo defi-
nition. Each of the definitions has its own properties. The
definitions should be applied appropriately in different re-
search fields, such as engineering, applied mathematics, and
computer science. The initial values of Caputo definition are
the same with that of the integer-order system and own
practical physical meaning [34, 35]. Therefore, the Caputo
definition is used in this paper.

An FO integral-differential operator Df can be depicted
as follows:

’ r Fdr?, 8 <,

to

D=1 f), 5=0, (6)

d6
@f(t)» 8>0)

where § € R is the integral or differential order and ¢, and ¢
are lower and upper limits of the FO operator, respectively.

The Caputo derivative of order § for a function
f(t) € C™1([ty, +00], R) is defined as follows[33]:

f(m) (1)

1 t
I'(m-9) Jto (t - 7)ot ar @)

W DLF(0) =

where m —1<§<m, and m is a positive integer.
The Laplace transformation corresponding to Caputo
definition can be obtained as follows:

2D f 0 ="F()- Y " O ),  (8)

k=0
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Figure 4: XQ WMR DC motor control structure diagram.

where s is the Laplace transformation operator and Z{:}
represents the transformation.

3.2. The Considered Fractional-Order PD Controller.
Different from the traditional PD controller, there are three
parameters in the proposed FOPD controller which are
formulated as follows:

C(s) =K, +K;s", 9)
where 0 <y <2. This is a specific form of the FOPID con-

troller which involves an integrator order A (A =0 in this
paper) and a differentiator order y [36, 37].

4. FOPD Controller Design Specifications with
Guaranteed Flat Phase Interval

The open-loop transfer function of WMR can be achieved
from the above sections as follows:

kp + kdsy

G(s) =P(s)C(s) =
Based on the definitions of gain and phase margins, the
following design specifications are introduced:

4.1. Gain Crossover Frequency Specification. The amplitude
of the open-loop system should be zero at its gain crossover
frequency in logarithmic frequency domain. In other words,
the amplitude should equal to 1 at its gain crossover fre-

quency, which can be expressed as follows:
|G (j)ly=w, =P (j)C (j©) llymu, = 1, (11)

where w, is the interested crossover frequency.

4.2. Phase Margin Specification. Denote ¢,, as the required
phase margin, and this specification can be depicted as
follows:

Arg[G (jw)]lyo, =Arg[P (jw)C (jo)ll g, = =7+ @, (12)

4.3. Flat Phase Interval Guaranteed Robustness Specification.
To realize the robustness for the controlled system, the flat
phase robust tuning specification can be described by the
following condition at crossover frequency w,:

d(Arg[G (jw)])

=0.
dw

c

(13)

W=w,

However, there are a few drawbacks of the flat phase
specification in equation (13), which have already been
discussed in Section 1. Here, we give the following condition
to improve the existing flat phase specification:

AGOUD| on|e 00

min@max ]

where 0 < ¢ < 1 is a small enough scalar and smaller ¢ means
better flatness of the phase curve; given ¢, w,,;,, and w,,,, are
the minimum and maximum frequency near w,
(W, € [Wpin> Wmay)) between which the flat phase interval can
be guaranteed. Define ] = w,,, — Wi, as the width of the flat
phase with regards to e. Longer | means better robust
performance under the same ¢. Next, we present the steps to
obtain L

Step 1: given &, compute whether the following in-
equality holds or not:

d(Arg[G (jw)])

. 15
dw <¢ (15)

w=w,

If yes, go to Step 2. If not, it obtains [ = 0.
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Step 2: if inequality (3) holds, solve the next equation
and gain its solutions:

4(arglG ) (16)
dw -&

Let w,;, and w,,,, be the solutions which are the nearest
to w, in negative and positive directions, respectively.

Step 3: give the width | = w,_,, — ©in-

Remark 1. All the above steps need to be processed under a
given £>0. When &> 0 is fixed, longer I could offer better
robustness for the controlled system. However, an exces-
sively small € >0 may lead to [ = 0. Thus, ¢ should be well
chosen according to the practical requirements.

5. Design Procedure

Stability is the primary concern in control systems. So, the
proposed controller design procedure is finding out the
complete parameter sets which can stabilize the controlled
system first, and then pick up the parameters which satisfy
the proposed design specifications from the complete sets.

5.1. Control Process Stabilizing. The stabilizing process is
investigated with respect to parameters of the proposed
FOPD controller, namely, k, k;,and y.

One single closed-loop transfer function depicted in
Figure 3 can be yielded according to equation (10) as follows:

o - G(s) K(k, +kys")

T1HG) s(Ts+ 1)+ K(k, +kgs') (7

So, the characteristic equation of the XQ WMR motor
system is

D(ky kg yis) = s(Ts+1) + K(k, + kys"). (18)

The controlled system stability is determined by the
root locations of its characteristic equation in (11). If all
the roots locate in the left half of s-domain, the system is
supposed to be bounded-input bounded-output stable.
Therefore, the stability region of the XQ WMR motor
system can be obtained by seeking for the parameter sets
which can ensure the roots of equation (11) lie in the left
half of s-domain in D (k, k;, y;s). The boundaries of the
stability region derived from D(k, kg y;s) can be
achieved by finding the corresponding IRB (infinite root
boundary), CRB (complex root boundary), and RRB (real
root boundary) [38]. Note that if a system is strictly
proper, it will not have IRB [39]. So, only RRB and CRB
are taken into consideration in this paper.

(i) RRB is defined by

D(ky, kg ;s =0) =Kk, = 0. (19)

So that kp =0.

5
(ii) CRB can be expressed as follows:
D(kp,kd,y; s= ja))
U . . (7T .
=Tw cos<7> + jTw s1n<7> + jw + Kk, cos (wL)
2 2
- Kk, jsin(wL) + Kkpa)y[cos<?) +jsin<%>] =0,
(20)

where j¥ = " = cos(yn/2) + jsin (yn/2).
Here, both the real part and imaginary part of equation
(20) should be equal to 0:

Ay +k,K +k;Kaw"B, =0,

(21)
A, - kK + kyKw'C, = 0,
where
A =Tw cos(z>,
2
Ay =Tw sin(%) + w,
(22)
B, = COS(E>,
2
C = sin(E)
2
Then, one can get from equation (21) that
A -4
ko =——",
P K(B, +Cy)
(23)
A C, + A,B,;

47 "Kuw'(C, +B,)

Therefore, with w — + 0o from 0, the stability region
of a fixed fractional order y composed by the corresponding
RRB and CRB can be achieved. All parameter sets (k,, k;) in
the region can guarantee the stability of the controlled XQ
WMR motor system. Then, a three-dimensional surface of
(kp> kg, y) can be determined by sweeping the differential
order y € (0, Yimax)- Ymax 1S the biggest y which can ensure
that the control system is strictly proper. The achieved
surface is the maximum stability surface of the XQ WMR
system under the FOPD controller because the phase margin
¢,, 1s assumed to be 0 at this moment. Parameter sets
(kp>kg,y) on this surface can ensure the stability of the
controlled system; however, no design specification is sat-
isfied at this stage.

Substitute s in equations (10) and (11) by jw as follows:

Kk, +k;w’i
G(jw)=(.p—‘.i]),
jo(Twj+1)
/ (24)
K[D? + E2]"?
Gl = KB . -
[B%+C2]

where



D=k, + kdwycos<y2—n>,

E= kwﬂsin(%),

(25)
s
B, =Tw cos<5> + w,
C,=Tw sin<z>.
2
Then, one can get
2, 2
prap = BtC) (26)
K2
Multiply both sides of equation (16) with e™//? and yields,
TG jw) = K(kp + kdaﬂ’jy)
Twj+w
(27)
_ DB + EC, + j(EB, - DC,)
B:+C3 ’
Hence, equation (13) is obtained as follows:
EB, - DC
Argl[G(jw)] = arctan(ﬁ) - g +aT =T+,
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From equation (28), one can obtain

_B,-NG,
" NB,-C,

D (30)

From equations (26) and (30), E can be obtained as
follows:

. B2+ CK? ”2'

[1+(B, - NC,/NB, - C,)*]

Substituting E in equation (26) by equation (30),
k, andk; are achieved as follows:

(31)

E

4= rsin (yl2)
(32)

?» " NB,-C,

When ¢,, is predefined, with w — + co from 0 and
Y — Ymax from 0, an available stability surface can be
obtained from equation (32). Then, if an interested w, is
chosen, an available stability curve can be achieved. At this
stage, the design specifications in equations (11) and (12) are
fulfilled by parameters (k,,k;,y) on the available stability
curve. Remark that w, cannot be bigger than w,,, where w,,, is
determined by the intersection points of RRB and CRB. It is
the maximum w value which can ensure the stability of the

(33)

>

(28)
Denote
N < EB, - DC, 7 control system.
" DB, +EC, tan(—ﬂ t Pt nn). (29) From equations (14) and (28), one can obtain
dArg[G(jw)]
dw ’
_ [(DdE/dw - EdD/dw) (C5 + B3) + (C,dB,/dw — B,dC,/dw) (D* + E?)]
[(DB, + EC,)* + (EB, - DC,)’]
where

dD/dw = yw’” lkdcos<¥>,

dE/dw = ya'~ lkdsin<%>,
(34)
dB,/dw = wT cos(%) +1,

dC,/dw = wT sin(%).

At last, the proposed FOPD parameters (k,,k;,y) are
determined by checking all the parameter sets on the ob-
tained available stability curve and finding out the one which
satisfy the robust design specification in equation (14). So,
the obtained FOPD controller satisfies all the three design

specifications in Section 3 and can also ensure the stability of
the closed-loop system.

On a whole, the design procedure can be summarized as
follows:

Step 1: find the maximum stability surface of XQ WMR
under the FOPD controller with w — +o0o from 0 by
sweeping y € (0,V.c). The parameter sets on maximum
stability surface can only guarantee the stability of the
controlled system.

Step 2: define phase margin ¢,, and find the available
stability surface. Then, choose the interested crossover fre-
quency w,, so the available stability curve can be obtained on
the available stability surface. The parameter sets on avail-
able stability curve satisty both the gain crossover frequency
and phase margin specifications.
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Step 3: check all the parameter sets on the achieved available
stability curve and find the one fulfill the robust design
specification mostly.

6. Experiment and Discussion

6.1. Implementation of FOPD Controller. The implementa-
tion of the FOPD controller is one of the critical problems to
achieve desirable trajectory tracking performance. The key
point of the FOPD controller implementation concentrates
on the approximation of the fractional operator in equation
(9). In this section, the widely used Oustaloup et al. ap-
proximation method is applied without loss of generality
[40].
A fractional operator can be expressed as follows:

s\
F,(s) = () , BeR". (35)
wj
Consider the interested approximation frequency in-
terval as (w;, w,), so the operator s/w; can be substituted by
1+ s/w,

— 36
o1+ s/wy, (36)

where k) = w/w; = w;/wy, wy <w;, wy, > w,.
Then, equation (35) can be updated as follows:

1+ s/ws>ﬂ

(37)
1+ s/w,

F, (s) = k(
where k = kg .
The transfer function above can be transformed into a
zero-pole form as follows:

F,(s)= lim F,(s), (38)
where
- AP m 1+ s/w
Fo=(2) o
") n=-m 1+ slw,
((1-p)+n+m)/ (2m+1)
b
wn = l,US US >
w (172 (1+B)+n+m)/ (2m+1)
w, = ws(ab> . (39)
S

The 7th Oustaloup approximation with expected fre-
quency range (107%,10%) is used in this section.

6.2. Controller Parameters Regulation. According to the
controller design procedures in Section 4, the maximum
stability surface is obtained for XQ WMR in Figure 5. So, all
the parameter sets on the surface can guarantee the stability
of the control system.

Set the phase margin as ¢ = 45°, the available stability
surface can be obtained, as shown in Figure 6. It can be seen
that the area of the available stability surface is inversely
proportional to the chosen phase margin. Then, w, = 1 is set
as the interested crossover frequency, so the available sta-
bility curve can be obtained on the available stability surface.

The parameters on the achieved curve satisfy the gain
crossover frequency and phase margin specifications.

Finally, the parameter sets on the available stability curve
are checked according to the robustness specification and
the proposed FOPD controller parameters are obtained
as k, =19.5332,k; = 6.4041,and y = 0.9581. Correspond-
ingly, for fair comparison, a PID controller which is tuned by
the optimal tuning method in [41] with similar specifications
is also designed here.

Figure 7 illustrates the speed regulation comparison
under the FOPD controller and PID controller with step
input. It is shown that the speed regulation process under the
FOPD controller has smaller rising time, accommodation
time, steady state error, and almost no overshoot, which
outperforms the control performance under the PID
controller.

The robustness and precision comparisons are demon-
strated in Figure 8 with different gain variations and external
disturbance at t = 5s. Note that the gain variations here can
be regarded as load disturbance of XQ WMR. It is shown
that the speed regulation process under the FOPD controller
changes little with respect to different kinds of disturbance.
However, there are obvious changes in the overshoot and
accommodation time of the speed regulation process under
the PID controller, which means the XQ WMR system
controlled by the PID controller may not achieve precise and
robust control performance in practice.

6.3. Experiment. In this section, the trajectory tracking
experiment results of XQ WMR are shown to verify the
effectiveness of the proposed FOPD controller. For fair
comparison, a traditional PD controller, whose proportional
and derivative parameters are the same with that of the
proposed FOPD controller, is also implemented. The ref-
erence signal is depicted as follows:
n
x,(t)=3 sin(E),
(40)
2
v, (t) = Zsin<4—5t>,
where x, (t)and y, (t) are the x-axis and y-axis reference
trajectories. The sampling time is T = 1 ms.

The comparison of XQ WMR trajectory tracking per-
formance is shown in Figure 9. It can be seen that the
tracking performances under both controllers are accept-
able. However, from the zoomed in areas of Figure 9, it is
observed that the tracking performance under the proposed
FOPD controller is more precise and the settling time is
much shorter, which is also verified by the absolute error and
x-axis error shown in Figures 10 and 11 illustrates the left
and right speed comparisons of XQ WMR, and the control
signal comparisons are demonstrated in Figure 12. These
comparisons show that there is smaller oscillation in the
speed control process of the proposed controller compared
with the traditional PD controller, though the two con-
trollers have the same proportional and derivative
parameters.
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7. Conclusion

In this paper, a synthesis of the FOPD controller for XQ
WMR trajectory tracking control is proposed. Different
from other robust FO controller tuning methods, the flat
phase property can be guaranteed in a frequency interval
instead of one frequency point, so the robustness of the
control system is enhanced. The stabilizing process is also
studied, so that the proposed FOPD controller can guarantee
both the robustness and stability of the controlled system In
addition, there is no complicated nonlinear equations which
should be solved in this paper, so at least one parameter set
which satisfies all the specifications can be found. The
implementation and experiment results are presented to
show the advantages of the proposed trajectory tracking
algorithm. The proposed control algorithm is also capable of
fulfilling different control requirements.
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This paper is concerned with the robust stabilization of a class of continuous-time nonlinear systems, with an application to the
pitch dynamics of a simple helicopter model, via an affine state-feedback control law using the linear matrix inequality (LMI)
approach. The nonlinear dynamics is subject to norm-bounded parametric uncertainties and disturbances. In addition, the
problem of actuator nonlinearity is addressed by considering the saturation effect of the control law. We demonstrate first that the
synthesis problem of the saturated controller is expressed in terms of bilinear matrix inequalities (BMIs). Thanks to the Schur
complement lemma and the matrix inversion lemma, we convert these BMIs into LMIs allowing the simultaneous computation of
the two gains of the affine controller. Furthermore, we address in this work the estimation problem of the domain of attraction
using the invariant set concept. This is solved by computing the largest attractive invariant ellipsoid. Compared with previous
works, the research procedure of such ellipsoidal set is achieved in a single step with a reduced number of LMI constraints and
then with less conservative conditions. A portfolio of numerical results is presented. The effectiveness and robustness of the
proposed saturated controller in the stabilization of the adopted helicopter pitch model toward parametric uncertainties and

disturbances are illustrated through simulation results.

1. Introduction

1.1. Background and Literature Review. Mechatronics, such
as aircraft, spacecrafts, launch vehicles, unmanned auton-
omous vehicles, missiles, walking robots, robot manipula-
tors, electronic vehicles, and unmanned aerial vehicles, has
played a very important role in modern industry-related
applications. Nowadays, there is an ever-increasing demand
of advanced control strategies for mechatronic systems with
enhanced performances.

It is known, on the one hand, that almost all existing
physical and mechatronic systems unavoidably include
uncertainties and disturbances due to inaccurate modeling,
measurement errors, exterior conditions, or parameter
variations. The presence of uncertainties may cause

instability and bad performances on a controlled system.
Thus, considerable efforts have been assigned to the robust
stability and stabilization of linear and nonlinear systems
with parametric uncertainties. For a recent literature, we
refer the readers to [1-8]. Two types of parametric uncer-
tainties are very often considered in systems: norm-bounded
uncertainty and polytopic uncertainty. In recent years, the
linear matrix inequality (LMI) technique [9] has been widely
used to solve the robust control for uncertain linear and
nonlinear systems with polytopic uncertain parameters and
norm-bounded uncertain parameters. However, most
control synthesis problems cannot be written in a LMI form.
However, they are written in terms of a more general form
known as a bilinear matrix inequality (BMI), which is usually
not exploitable numerically to solve. For some BMI
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problems with simple bilinearities, the YALMIP toolbox [10]
was used to solve such problems. There are several ap-
proaches and different relaxed synthesis conditions pro-
posed for conducting the BMIs into LMIs, such as in
[5-7, 9, 11-16], just to mention a few.

On the other hand, the actuator saturation nonlinearity
exists commonly in practical control systems. Indeed, the
signal amplitude that an actuator can deliver is usually
limited by physical or safety constraints. Thus, the neglect of
the actuator constraints in the controller design may cause
instability of the closed-loop system [17-19]. The design of
controllers for continuous-time and discrete-time systems
by taking into consideration the actuator saturation has been
extensively studied in the past few decades [17-36]. Some
works have investigated the problem of uncertainties and
actuator saturation in mechatronic systems such as the
vehicle lateral dynamics [37], the vehicle active suspension
systems [38-41], the rigid spacecraft [42, 43], the inertia
wheel inverted pendulum [12], the supercavitating vehicle
[44], the flexible robotic manipulator [45], and the marine
surface vessel [46], among others.

The concept of attractive invariant sets has been gen-
erally proposed for linear systems involving actuator satu-
ration [5, 20, 28, 29, 36, 44, 47-51]. Moreover, through such
concept, numerous studies have focused on the character-
ization of the maximum attraction set for linear systems
subject to saturated linear feedback. Thus, some research
works focused on writing the saturation function of the
control input as a linear convex combination of some
constrained variables [18, 20, 27, 36, 47, 48, 50-53]. This
approach leads to sufficient conditions in terms of a very
large number of LMIs that are difficult to solve numerically
[27-29]. The common goal of almost all of these previous
research works is to find the largest attractive invariant
ellipsoidal set in order to provide an estimation of the
domain of attraction for initial conditions.

In addition, it is well recognized that most practical
control systems are inherently nonlinear. The number of
available results by taking the actuator saturation nonline-
arity into account in the design and analysis of nonlinear
control systems is still limited. Because of the difficulty of the
problem itself, most research works have been focused on
particular classes of nonlinear systems to design saturated
controllers [5, 25, 26]. Furthermore, the simultaneous
presence of parametric uncertainties and actuator saturation
nonlinearity in physical systems has led many authors to
combine the techniques of the robust control theory and
those of constrained control [5, 54].

1.2. Objective of the Paper. In this paper, we are interested in
the design of a robust controller to stabilize a class of
nonlinear systems, for which the zero state is not the
equilibrium point. As a motivation application, we consider
the pitch dynamics of a simple helicopter model [55-57]. In
fact, such helicopter pitch model has been considered as a
testbed used in order to develop new advanced control
strategies. Authors in [56] approximated the pitch dynamics
of the helicopter with a set of piecewise affine stochastic
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systems. The proposed stochastic affine feedback controller
is designed for the approximated model and implemented
on the main nonlinear system. Authors in [57] designed an
observer-based minimum variance control for the same
objective by taking into consideration norm-bounded un-
certainties. Such uncertainties arise in the form of the dif-
ference between the actual nonlinear dynamics and its
piecewise-affine approximation. Furthermore, authors in
[55] approximated also the simplified pitch model of the
helicopter via a piecewise affine system. In these works
[55-57], the saturation effect in the actuators was not taken
into consideration in the control design.

In the present work, we propose an affine state-feedback
control law for the adopted class of nonlinear systems, with a
particular interest to the pitch dynamics of the helicopter
model, where all the states are assumed to be available for
direct measurement. Our main objective is to control, via
such affine feedback control law, the adopted nonlinear
systems to the zero state. Moreover, we consider the problem
of norm-bounded parametric uncertainties and also the
problem of external disturbances. Furthermore, we take into
consideration the problem of actuator saturation in the
design of the robust affine state-feedback control law. Thus,
the main role of such control law is to asymptotically bring
the trajectory of the nonlinear system to the zero state even if
it is subject to the parametric uncertainties, the disturbances,
and the actuator saturation. In addition, in this work, the
problem of searching for appropriate feedback gain matrices
of the affine state-feedback control law is realized also by
solving the problem of estimating the largest attractive in-
variant set. Our design methodology of the saturated sta-
bilizing affine state-feedback control law is based on the
framework of LMIs. We show at first that the affine state-
feedback controller is designed by solving an optimization
problem subject to three BMI constraints. Then, by using
some judicious congruence transformations and some
technical lemmas, we convert these BMIs into three LMI
constraints. In the end of this work, we demonstrate through
simulations the effectiveness of the proposed affine state-
feedback control law in the robust stabilization of the pitch
dynamics of the helicopter model while the largest attractive
invariant set is guaranteed.

1.3. Contributions and Innovations. The main contributions
and innovations of the work in this paper can be summa-
rized as follows:

(1) The problem of robust stabilization of a class of
nonlinear systems, with an application to the pitch
dynamics of a simple helicopter model, under norm-
bounded parametric uncertainties, external distur-
bance, and input saturation nonlinearity, is con-
sidered using the concept of the invariant set. The
main objective is to control the disturbed uncertain
nonlinear system to the zero state, which is not the
equilibrium point in the open loop.

(2) A saturated affine state-feedback controller is
designed based on the LMI approach. To the best of
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the authors’ knowledge, such problem was not de-
veloped in the literature. Only the linear state/output
feedback controllers have been considered.

(3) A transformation of the BMI stability condition,
related to the input saturation problem, into an LMI
condition is achieved using the matrix inversion
lemma and the Schur complement lemma.

(4) An estimation of the ellipsoidal region of attraction
for the nonlinear system under study is also realized.
Compared with previous works [20, 47-50, 52, 58],
our research procedure of the largest invariant at-
tractive ellipsoid is achieved in only one step with a
reduced number of LMI constraints.

1.4. Structure of the Paper. The rest of this paper is organized
as follows. In Section 2, we present first some technical
lemmas that will be used in this work, the adopted class of
the nonlinear systems, and the problem formulation. The
simple helicopter model, as a motivation application, and its
pitch dynamics are also described in this section. The design
of the robust affine state-feedback controller under satu-
ration, based on the LMI approach, is discussed in Section 3.
Transformation of the BMIs into LMIs is also realized in this
section. The problem of computation/estimation of the
domain of attraction (the largest attractive ellipsoid) is
addressed in Section 4. Simulation results and some com-
parisons are presented in Section 5. Finally, concluding
remarks and future works are drawn in Section 6.

1.5. Notations. Throughout this paper, AT represents the
transpose of A, the symbol (*) in matrix inequality denotes

the symmetric term of the matrix, for example, [ (}j) ; ] =

Y' Z
symmetric positive (negative) definite matrix, and
diag (A, B, ..., Z) represents a diagonal matrix. Moreover, O
and . denote the zero matrix and the identity matrix, re-
spectively, with appropriate dimensions.

[ X Y] and X+ (*) =X+ X', X>0 (<0) means X is a

2. Preliminaries and Problem Statement

In this section, we define the class of continuous-time
nonlinear systems that will be investigated in this paper. The
pitch dynamics of a simple helicopter model is given as an
illustrative example. First of all, we present some technical
lemmas that will be used subsequently.

2.1. Some Technical Lemmas

Lemma 1 (see [41]). The Lyapunov candidate function V (t)
is bounded given that the initial condition V (0) is bounded,
V() >0 is continuous, and if the following equation is true:

V()< —uV(t) +1, (1)

where u>0 and n> 0.

Lemma 2 (the Young relation [12]). Given constant matrices
X and Y with appropriate dimensions, the following in-
equality holds:

XY + Y X <eX"™X + 'Yy, (2)

for all positive scalar «.

Lemma 3 (the matrix inversion lemma [9, 12]). Given in-
vertible matrices A and B such that A € R™" and B € R™"™,
Moreover, given matrices C and D with appropriate di-
mensions: C € R™™ and D € R™". Then,

(A+CBD) '=A""!- A‘lc(B‘1 + DA‘lc)“DA‘l.
(3)

Lemma 4 (the Schur complement lemma [9, 12]). Given
matrices @ = @", R =R, and S with appropriate di-
mensions, the following propositions are equivalent:

Q S
() B >0,
*
(4)
X% >0,
{ Q-SSR 'ST>o.
Lemma 5 (the S-procedure lemma [9, 12]). Let &F,, ..., F

€ R™" be symmetric matrices. We consider the following
conditions on &F, ..., F,:

b
CT‘G/TO(>0’ VC#ZO) (5)
st. TFL=0, Vi=1,...,p.

If there exist scalar variables T, 20, ..., T, >0, such that

P
Fo- ) 1,F;>0, (6)
i=1
then (5) holds.

2.2. Class of Nonlinear Systems. A general class of contin-
uous-time nonlinear systems with a control input u and
under disturbance signal w is defined by the following form:

x=F(x,u,w), (7)

where x € R™, u € R™, and w € R"™.

In this work, we will consider a particular class of these
nonlinear systems, for which the mathematical model is
given by the following differential equation:

ng
% =Ax+Bu+ ) Cf,(x)+Ew, (8)

i=1

where A € R, B e R™™, C; ¢ Rl E € R™»*  and
the nonlinear functions f; (x) are scalars, i.e., f;(x) € R for
all i=1,...,n,. Moreover, we will consider that, in the
nonlinear system (7), we have F (0, 0, 0) # 0. This means that
the state x = 0 is not the equilibrium point. Hence, in the
dynamics (8), we have



ny
Y Cif:(0) #0. )
i=1

In addition, we will consider, without loss of generality,
that

|fi®|<1, Vi=1,...,n,. (10)

Remark 1. In this work, we consider a class of nonlinear
systems (8), in which the nonlinear terms f;(x), for all
i=1,...,ny satisfy the constraints in (10). Our LMI-based
approach for the design of a stabilizing control law u, which
will be designed in the sequel, can be applied for a general
class of fully nonlinear systems such as (hyper) chaotic
systems as in [59, 60], robotic/mechatronic systems as in
[43, 46], and underactuated mechanical systems [61, 62], just
to mention a few. Thus, the nonlinearity term, saying
h(x) = Z?:fl C,f; (x), can be assumed to satisty the following
quadratic inequality [12]:

h' (x)h(x) <A*x"H Hx, (11)

where A is a positive scalar and H is a constant matrix having
appropriate dimension.

Some other research papers have considered ellipsoidal
condition or one-sided Lipschitz condition on the nonlin-
earity h(x). For this subject, we refer the readers to, for
example, [3, 8, 60, 63-65] and references therein.

2.3. Motivation Application: The Simplified Pitch Dynamics of
the Helicopter Model. As an illustrative motivation appli-
cation, we will consider in this work a simplified helicopter
pitch dynamics model. The schematic model of the heli-
copter is shown in Figure 1. We refer our readers to [55-57]
for further details on this simplified model. The pitch dy-
namics of the simplified helicopter model has two degrees of
freedom with only one actuator. Such model was employed
to develop new control strategies for mechatronic systems
[55-57].

The nonlinear model of the pitch dynamics of the
simplified helicopter is described by the following differ-
ential equations [55-57]:

X = X%,,
. 1 .
Xy =7 (_mhelilch cos (xl) - mhelilcgzg sin (xl) = Fopx; + u)
yy
N
+—w,
Yy

(12)

where x, and x, represent the pitch angle (6 in Figure 1) and
pitch rate, respectively; I, is the second moment around the
y-axis; myy; is the mass of the helicopter; [, and [, are
displacements from the center of mass (GC in Figure 1)
relative to the rotation joint B shown in Figure 1; F ,, is the
pitch damping; s is the variance of the moment disturbance;

u is the control torque exerted by the main blade of the
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helicopter around the y-axis; and w is the external distur-
bance, which is modeled as an additive white noise repre-
senting the turbulent moments on the helicopter [55-57].
For simplicity, let us introduce the following change of
variables: a = —(F,\/I,,), b=1/I,, c= —(mhehlch/.l},y),
d = —(mygiley.9/1,,), and e =s/I,,. Then, the nonlinear
differential equations in (12) can be rewritten under the

X, |01 10
St

“° [0]’C2: [E]E: [2]’fl(x):fl(xl):cos(xl),

c
and f,(x) = f,(x;) = sin(x,).

Notice that the two nonlinear terms f, (x) and f,(x)
satisfy condition (10) and also constraint (9). Hence, the zero
state, x = 0, is not the equilibrium (singular) point of the
pitch dynamics of the helicopter model and then of the
undisturbed uncontrolled nonlinear system (8), i.e., for w =
0 and u = 0.

particular class (8), where x = [

Remark 2. It is worth to note that the model of the simple
pitch dynamics (8) of the helicopter in Figure 1 was adopted
from [55-57]. It is a simple model where the propeller
dynamics (including motor, propeller interaction, air stream
interaction, gyroscopic moments, and propeller flexing), the
perturbation modelling (including wind gust modelling and
payload modelling), and the cyclic/collective mechanism
modelling are not considered in this study. Only the tur-
bulent moments are taken into account as an external
disturbance input, w. We emphasize that all these previous
unmodelled dynamics can be lumped into a single term,
saying that & (x) can be majored according to condition (11).

For more general and basic pitch models for helicopters
that reproduce basic dynamic properties of these vehicles, we
can refer to [66] for typical helicopter models or [67] for
more modern applications.

2.4. Problem Statement. In the sequel, and for simplicity in
developing and designing LMI stability conditions, we will
consider that, in (8), n =2, and then the class of nonlinear
systems to consider is as follows:

X =Ax+Bu+Cf(x) + Dg(x) + Ew, (13)

where f(x) = f,(x) and g(x) = f,(x) are the two scalar
nonlinearities satisfying conditions (9) and (10).

As noted before, the zero state x =0 is not the equi-
librium point of the undisturbed uncontrolled nonlinear
system (8) and then the simplified nonlinear system (13).
Thus, we obtain Cf(0) + Dg(0) #0.

Our objective in this work is to control dynamics (13) to
the zero state by designing a feedback controller, even if the
dynamics is under parametric uncertainties or subject to the
disturbance vector w. Thus, we assume that the disturbance
signal w is bounded such that

ww<p, (14)

for some positive scalar p.
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FiGure 1: Simplified pitch model of the helicopter, from [55-57].

Furthermore, we assume that all parameters in the
nonlinear system (13) are uncertain and are with a bounded
norm. The values of these parameters presented in the
nonlinear dynamics (13) are considered to be the nominal
ones. Thus, the nonlinear system (13) will be considered as
the nominal system, for which (A, B) is controllable.

Hence, under parametric uncertainties, the nominal
system (13) will be rewritten as follows:

x=(A+AA)x+(B+AB)u+ (C+ AC)f (x)

(15)
+(D +AD)g(x) + (E + AE)w,

where AA, AB, AC, AD, and AE are matrices containing
parametric uncertainties and satisfying the following
expressions:

a
AA =) SIATAY,

(16a)
i=1
& i 1yl i
AB = ) §:BB3, (16b)
ip=1
q3 . . .
AC= ) 8°CiC3, (16¢)
i=1
o ) i i
AD = ) §:D}D}, (16d)
i=1
qS . . .
AE = ) S7ECE;, (16e)

is=1

. S AP N N N
where the matrices A}, A}, B?, B}, C}, C;, D}, D5, E7, and
3 . . . .

E; are with appropriate dimensions. Moreover, all the

uncertainties 9!, ;f, 8k, 62‘, and &%, for all i} = 1,...,q,,
ih=1,...,9, ib=1,...,9; iy=1,...,q, and
is=1,...,qgs, are with a bounded norm, i.e.,
1P
|6zj| <9 (17)

for all i € {a,b,c,d, e} and for all j € {i}, iy, i3, 1y, s}

In addition, we will consider that the uncertain nonlinear
dynamics (15) is subject to an input saturation of the
controller u:

i i .
U SU <UL, Vi=1,...,n, (18)

where u! , for all i=1,...,n,, are prescribed positive

scalars and u is the ith element of the control vector u.
The problem we are addressing in this work is to find, for

the uncertain disturbed nonlinear system (15), an affine

state-feedback control law
u=Kx+m, (19)

where K € R™* and m € R™ are the feedback gains to
design, for which the control law u is constrained according
to condition (18). The proposed control law (19) is actually a
linear state-feedback law augmented with the constant term,
m, to keep the system state around an operating point, that
is, the zero-equilibrium point x = 0.

Let us define the following set:

Z(K,m,u {x e R™: [Kx+ m|<u (20)

max) = max}’

as the region in the state space where the feedback control
law m in (19) is linear (affine) in terms of the state vector x.



In addition, let P € R™ " be a positive-definite sym-
metric matrix and denote the Lyapunov level set as

e(P,y) :{x € R™: xTPXS)/}, (21)

where y is a prescribed positive scalar.

The level set ¢(P,y) defined by (21) is an invariant set
[5, 52]. Moreover, it is associated with the Lyapunov
function V (x) = x"Px for the closed-loop system. Conse-
quently, (P, y) is an invariant set of the nonlinear system
(15) with the control law (19) in the sense of the following
definition.

Definition 1. Aset$ ¢ R™ is said to be invariant with respect
to motion of system (14), if for all initial conditions x(0) € &,
the motion of the system x(t) remains in & for all ¢ > 0.

Accordingly, the ellipsoid ¢(P,y) is said to be con-
tractively invariant if V(x)<0 for all x€e(P, YN0}
Clearly, if (P, p) is contractively invariant, then it is inside
the domain of attraction [5, 52].

According to Lemma 1 and by posing # = py, we will
have

V(x)< —u(V(x)-yp). (22)

Thus, on the boundary of the set &(P,y), we have
x'Px = y. Hence, V (x) < 0. It follows that & (P, y) is a strictly
ellipsoidal invariant set [5, 47].

Condition (22) will be used in the sequel in order to
design the robust stabilization conditions of the closed-loop
nonlinear system (15) with the norm-bounded parametric
uncertainties (17) under the bounded external disturbance
(14) and subject to the saturation (18) of the affine state-
feedback control law (19) under condition (35).

As we look for stability conditions for the uncertain
disturbed nonlinear system (15) under the saturated feed-
back control law u inside the invariant ellipsoid (21), we
should have the following constraint:

e(P,y) c Z(K,m,u,). (23)

Therefore, if for a certain Lyapunov matrix P = PT >0
satisfying conditions (22) and (23), then taking any initial
condition in the invariant ellipsoid (P, y), we will have u =
Kx + m belongs to the set £ (K, m,u,,,,).

In the sequel, we will develop conditions under which
the ellipsoid (P, y) is contractively invariant and the dis-
turbed uncertain nonlinear system (15) is robustly stable by
means of the saturated affine state-feedback control law (19).
Moreover, we will show how to compute the gains K and m
and the Lyapunov matrix P, which determine the largest
ellipsoid ¢ (P, y) and hence obtain an estimate of the domain
of attraction.

It is worth noting that, for the case of the pitch dynamics
of the helicopter model, the uncertainty matrices are
00 0 0 0
=20 Jan=[ ¢ ace [0 an=] 2 s

0

AE = s

e
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Moreover, it is easy to show that these uncertainty
matrices AA, AB, AC, AD, and AE can be rewritten like so:

AA = §,FF',

AB = §,F,

AC = §,F, (24)
AD = §,F,

AE = §,F,

where F= [0 1]".

Thus, in (16a)-(16e), we have ¢, =1, g, =1, g5 =1,
qs=1l,andgs = landthen Al =F, A} =F,B! =F, Bl = 1,
Ci=F,C=1,D;=FD)=1,E =F and E; = 1.

Furthermore, the uncertainties 6,, §,, ., §,, and 6,
should satisfy condition (17) and then |§;<é,, for all
i€lab,c,de}.

In the sequel of this work, without loss of generality, we
will take in (16a)-(16e), g, =1,9,=1,g3=1, q, =1, and
g5 = 1. Moreover, we will consider a single control input u
and also a single disturbance signal w, i.e.,n, = l and n,, = 1.
We will also consider the expression of the uncertainty
matrices in (24).

3. Design of the Robust Saturated Affine State-
Feedback Controller

In this section, we develop conditions satistfying robust
stabilization of the uncertain disturbed nonlinear dynamics
(15) under the affine state-feedback control law (19) subject
to the saturation constraint (18). Thus, these stability
conditions must verify constraints (22) and (23). We show
first that the stability conditions are expressed in terms of
BMIs. Next, by means of previously provided technical
lemmas, we transform these BMIs into LMIs. Finally, we
present an optimization problem providing the allowable
maximum values of the parametric uncertainties §,, 6, 8
84> and 6,.

>

3.1. BMI-Based Stability Conditions. These stability condi-
tions of the disturbed uncertain nonlinear system (15) under
the saturated affine state-feedback control law defined by
expression (19), constraint (18), and condition (35) are
presented in the following theorem.

Theorem 1. The nonlinear system (15) with norm-
bounded parametric uncertainties (17), under the bounded
external disturbance (14), is robustly stabilizable by
implementing the affine state-feedback control law (19)
subject to the saturation constraint (18), if for some fixed
positive parametersy, €,,, 8,, 8, 0., 04, and J,, there exist a
symmetric matrix P>0, a feedback matrix K, a feedback
constant m, and some positive scalars &, €,, &, €, &, &, &7,
&, & W, and n such that the following set of matrix in-
equalities is feasible:
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(PA +PBK) + (%) +yP + A, PBm
[ ] <0, (25)
(%) —uy+¢&

[ K'K - 4P K'm

(%) ny + mm — u? ] <0 (26)

max
Bm+C)' (Bm+C)<s,, (27)
where
A, = &PCC"P +¢,PDD'P + ¢,PEE' P
+(eg+ 65+ +& + &+ )PFF' P + eZISiFFT
+ &' 5. KK,
E=¢'+6' +6' + eglgime + 8;155 + 8;1(_52 + sglgjpz.
(28)
Proof. By using system (15) and control law (19), the de-
rivative of the Lyapunov function, V (x) = x' P, is given by
V(x) = 2x' PAX + 2x PBm + ZXTPCf(x) + 2XTPDg(X)
+2x PEw + 2x' PAAX + 2x' PABKx + 2x' PABm
+2x' PACS (x) + 2x' PADg(x) + 2x' PAEw,
(29)

with A = A + BK.

We now consider condition (22) on the Lyapunov
function V (x) and also conditions (10), (14), and (17). Then,
using expressions of the uncertainties matrices in (24) and
relying on the Young relation (Lemma 2), we obtain the
following condition:

V(x) + u(V(x)-yp)< /,thPx —uy+ 2x' PAX + 2x PBm
+ £1xTPCCTPx + 8;1 + sgl + e;1
+¢,x PDD " Px
+ ;X PEE'Px + (g, + &5 + 5 + &,
+ &5 + &)X PFF' Px
+ szlgszFFTx + eglgszKTKx
+ eglgime + 8;155

+e5'00 + 8,1 0.p7 <0

(30)

This last inequality constraint can be rewritten as follows:

T
[x] |:A2+/4P PBm HX]<0, (31)
1 (») —uy+&]L1

where A, = PA + (x) +&PCC'P +&,PDD'P + &;PEETP
+(eg+&5+eg+6 +eg+e)PFFIP + s;lngFT + s;l(_SZKTK
and2 E=gl+e +e' + sglgime + 8;13‘3 + 8513‘2 +
€510, p%

Hence, we obtain the matrix inequality (25).

Furthermore, from expressions (20) and (21), rewrite

xee(P,y) as
x]'[ P © X
HIEMHE >
and x € Z(K,m,u,,,) as
X B K'K K'm X
B i Y

It is worth to note that the condition ¢(P,y) ¢ & (K, m,
u,,,,) (constraint (23)) is nothing than the implication (32)
= (33). Therefore, by using the S-procedure lemma, this
implication condition is equivalent to the existence of a
positive scalar # such that the matrix inequality (26) holds.

As noted in the beginning of the previous section, the zero
state x = 0 is not the equilibrium point. Then, under the affine
state-feedback control law (19) and for a certain and undis-
turbed dynamics (that is, for the nominal dynamics (13)), the
zero-equilibrium point should verify the following condition:

Bm + Cf(0) +Dg(0) = 0. (34)

Posing C-= Cf(0) + Dg(0), then relation (34) is recast
as follows:

Bm+C=0. (35)

It is worth to note that, in condition (35), the term Bm +

C is a column vector. Then, such relation in (35) can be
written in a (scalar) matrix form like so:

(Bm+C)' (Bm+C) = 0. (36)

For a small enough positive scalar ¢,,, equality (36) can
be transformed into condition (27). This completes the proof
of Theorem 1.

It is worth mentioning that the three matrix inequalities
(25)-(27) in Theorem 1 are BMIs, which are hardly tractable
numerically. Thus, our objective is to convert these BMIs
(25)-(27) into LMIs, which is the objective of the next
section. |

Remark 3. Recall that, in the previous development of the BMI
stability conditions, we have considered a single control input u
and thenn,, = 1. Hence, we used one row matrix gain K and one
scalar gain m. This choice has led to the design of only one
condition (26) satisfying the saturation condition of the con-
troller u. For a general case and then for n, > 1, K € R,
m € R™, and u,,,, € R™, the stability condition (26) becomes

KTe;fe,-K -n,P K'ele;m 0
<\,
(%) niy + mTezTeim - u;axe;'reiumax
Vi=1,...,n,
(37)

jth

where e, = (0,...,0,71,0,...,0) € R™™% and 5, >0 for all

n, components

i=1,...,n,



3.2. LMI-Based Stability Conditions. In this part, we aim at
linearizing the three BMIs (25)-(27) in Theorem 1. Thus, we
first linearize the BMI (25). After that, we linearize the BMI
(26) and the BMI (27).

3.2.1. Linearization of the BMI (25). Let us put first S = P~ 1.
We premultiply and postmultiply the BMI (25) by the matrix
diag (S, 1). Then, we obtain

(AS+BR)+ (%) +uS+A, Bm
<0, (38)
() -y +§
where R = KS and A, = ¢, CC" +&,DD" +¢; EE' + (g, +
€5 + Eg+ &5 + &g + &) FFT + e;l(T)‘tZISFFTS + egISERTR.
Based on the Schur complement lemma, matrix in-
equality (38) is equivalent to
A,+uS Bm A; O
(x) -wy O A,
(x) () -As O
(x) () () -Ag
where A, = (AS + BR) + (%) + £ CC"+ &DD" + &;EE" +
(e, +&5+e5+&, +eg+&)FFL, A= [EQSF 5,R” ], A =
diag(&p 85)) A7 = [1 11 Sme SC Sd Sep ], and AS =
diag (e, &, &3, & €75 €55 &)

<0, (39)

3.2.2. Linearization of the BMI (26). We premultiply and
postmultiply the BMI (26) by the matrix diag(S,1). As a
result, we obtain
[RTR -8
2

R'm 0
<
(%) U + mim + ny

(40)

Let us introduce a new change of variables by posing

_ T | m {1 0 _ 2
G=[R @],L—[l],M—[O 1/m)],and o= —u
Then, we have R'R =GG' = GMG", R'm = GL, and
-2 +m'm+ny=a+L"M L

max

Then, by applying the Schur lemma to inequality (40), we
obtain

-5S + GMG' - GLy 'L"G" <0, (41)
y=a+L"M'L<0. (42)

Relying on the matrix inversion lemma (see Lemma 3),
its follows that

y =o' —a’L'H'L, (43)
with
H=M+a 'LL". (44)

Then, by substituting expression (43) in inequality (41),
this last inequality (41) can be rewritten like so:

Complexity

%S+ GMG' -« 'GLL'G" + a>GLL'H'LL'G" <.
(45)
Through expression (44), it is straightforward to show
that
a'GLL" = GH - GM. (46)
Therefore, based on this relation, we can note the
following:

o 'GLL'G! = GHG! - GMG', (47)

a’GLL'H'LL'G' = GHG' - 2GMG" + GMH 'MG".
(48)
Thus, as GM = G, substituting relations (47) and (48) in
inequality (45) yields
7S - GH'G' >0. (49)
Accordingly, inequality (41) is transformed into in-
equality (49).

Our concern now is the auxiliary condition (42). As
M >0, then through the Schur lemma, inequality (42) is

equivalent to

a LT

<0. (50)
(x) -M

By applying again the Schur lemma on inequality (50),

we obtain
-M-a'LL" <0. (51)
Hence, it follows that H> 0. Thus, by multiplying in-

equality (49) by (17!) and relying on the Schur lemma, we
obtain the following matrix inequality:

S G
[ ] > 0. (52)

() nH

Since a = —u?__, then we can write the following:
7H = qM - L, (53)
max
. _|n O
with #M = [0 l/y]’

Therefore, by taking into account relation (53), the Schur
complement lemma states that inequality (52) is equivalent
to

S G O 7

() ML (54)
2

(%) () max

| n |

Hence, the BMI (26) is converted into the LMI
(54), where the two parameters y and # should be fixed a
priori.
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3.2.3. Linearization of the BMI (27). We now consider the
BMI (27). It can be rewritten like so:

m B Bm +2C"Bm + C C<e,, (55)

By applying the Schur lemma, this matrix inequality (55)
is equivalent to the following LMI:

C'C+2C'Bm- e, m'BT
(%) -7

<0. (56)

3.2.4. LMI Conditions. According to the previous lineari-
zation results, we state the following new theorem.

Theorem 2. Assume that, for some positive parameters y, {4,
N &> Po O Ops 0., Oy and O, fixed a priori, there exist a
symmetric matrix S, a matrix R, a scalar m, and some scalars
€1, € €, &y €5, & &, g, and &y so that the following set of
LMIs is feasible:

A, +uS Bm A; 0O 7

() —uy O A;
<0, (57)

(x)  (x) -As O

(x) (0 () —Agl

S Rt 06 0 ]

(x) n 6 m
(%) (%) 1 1 |>0 (58)

Y

(*) () (%) Hinas
CTC+2CTBm—sm m BT ] <o, (59)

(%) - |

where
A, = (AS + BR) + (%) + £,CC" + &,DD" + ¢,EE"
+ (e, + €5+ 6+ & + 65+ 6)FF,
As =[3,SF §,R" |,
Ag = diag (&4 5),
A;=[1118m" 3, 8 d.p)

(60)

Ag = diag (e, &), €3, & €75 €55 £9)-

Then, the nonlinear system (15) with norm-bounded
parametric uncertainties (17) and bounded disturbance (14)
is robustly stabilizable by means of the saturated affine state-
feedback control law (19) subject to constraint (18).
Moreover, the matrix gain K of the control law (19) is

K=RS. (61)

Proof. 'The proof of this theorem was already achieved in the
previous sections. _

_ As noted in Theorem 2, the parameters y, y, 7, &,,, p, 0,5
&> 0., 64, and 8, should be fixed a priori to obtain a solution
of LMIs (57)-(59). Thus, the computation complexity for
solving these three LMIs is reduced. However, in this way,
the design conservatism will increase and obtaining a so-
lution becomes more difficult. Indeed, we should test several
times the feasibility of these LMIs (57)-(59) with different
values of all these fixed parameters. Therefore, in order to
reduce the conservatism of the designed LMIs, we should
consider these parameters as decision variables, which
should be optimized numerically. To this end, we next
present improved LMI conditions. We note that the pa-
rameter ¢, can be selected as a decision variable to be
minimized. Nevertheless, we will consider it as a predefined
constant scalar, which will be fixed to be very small. O

Remark 4. As noted in Remark 3, for a general case where
n, > 1, we obtain the BMI (37) instead of the BMI (26). The
linearization of the BMI stability condition (37) leads to the
following LMI:

S (x) O ) 7
eR 1, O e;m
>0, Vi=1,2,...,n,
(x) (x) - 1
| () () (*) Upna€i €0
(62)

3.3. Enhanced LMI Stability Conditions. Our immediate
concern is to convert the constant parameters y, i, #, p, 6,
&y, 0., 04 and J, into decision variables. First of all, it is
evident that the two parameters 8. and J, presented in the
LMI (57) are independent of other unknown variables. Then,
they can be considered as decision variables. However, the
two main difficulties lie on the one hand in the parameters y,
> and 77 and on the other hand in the three parameters §,, &,
d,, and p. Transformation of §,, d,, and p is simple [12]
Furthermore, transformation of the parameters y and §,
requires a certain judicious mathematical manipulation.
Note that the parameter y appears in both LMI (57) and LMI
(58). However, transformation of the two remaining pa-
rameters y and 7 is quite difficult and perhaps impossible. To
simplify computation, we can pose u = 7. Hence, we state the
following enhanced version of Theorem 2.

Theorem 3. Assume that, for some positive parameters A
and €, fixed a priori such that €,, < 1, there exist a symmetric
matrix S, a matrix R, a gain m, and some scalars y, a> 0,
B>0,9>0, €, €, €3, € €s, €6, €7, €g» €9, O, and 8, so that the
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following optimization problem with LMI constraints is
feasible:

minimize (&, + & + & + &) —((x+[5+ p+0,+0, +p)
A,+AS Bm A; O
(») -y 6 A
subject to v " <o,
(x) (%) -Ag O

(x) () (%) -Ag

(63)
S R' 0
(x) A m|so, (64)
2
umax_
(%) (%) Y
~T ~ ~T B ToT ]
|:C C+2CBm-¢, mB <0, (65)
(%) -7 |
where
A, = (AS +BR) + (%) + £,CC" + &,DD" + &;EE"
+((x+/3+<p+s7+88)FFT,
A;=[SF RT],
s=| ] )

Ag = diag (&5 ¢5),
A, =[111m" 35, 8, p)

Ag = diag (e, &, &3, & &7 €55 £9)-

Then, the uncertain disturbed nonlinear system (14) is
robustly stabilizable via the saturated affine state-feedback
control law (18), with K = RS™!, and

&,:J B (67)
85+£6

Proof. We first consider expression (29). Thus, by applying
the Young relation, we can obtain another related condition
instead of inequality (30):

V(x) + p(V(x)-p)< yxTPx -uy+ 2x' PAx + 2x PBm
+ex PCC'Px+¢,' +¢,' +¢&' +ex PDD'Px
+&,x PEE'Px + (e@i + (&5 + 86)5; te e+ sﬁj)
x"PFE'Px+¢;'x FF' x + & 'x ' K'Kx + ¢, 'm'm
+ 8;153 + egl(_sj + e;1p2 <0.
(68)

Complexity

Let us introduce a new change of variables by posing
a=¢,0,, = (e5+¢)3,, and ¢ = &0,. Then, according to
the previous section, we obtain the LMI (64), in which a, 3,
and ¢ are three decision variables. Hence, once the values of
o, B, 9, &4, &5, &, and &, are obtained, we calculate §,, 6, and
8, according to the following relations: &, = \/a/e,,
O = P/ (&5 + &), and O, = /p/e,.

The remaining problem is the parameter y, which ap-
pears in both LMI (57) and LMI (58). We premultiply and

g 0 0 0
' ) (x) F 06 O
postmultiply LMI (58) by the matrix (*) (») 6 F
(%) (%) (%) O
and then we obtain
S R' 06 0]
(x) n m O
(%) (%) U Lo (69)
Ul
1
(x) (%) (%) —
i Y-

By applying the Schur lemma, inequality (69) is
equivalent to the LMI (64). Now, the parameter y is linear in
the two LMIs (63) and (64).

In addition, the parameter y appears in the LMI (57),
whereas the parameter # appears in the LMI (58). As noted
before, it is difficult to transform g and # into two decision
variables. Then, to simplify the computation procedure, we
can pose 4 =4 = A

The objective is to look for maximum values of the un-
certainty bounds §,,, &), 8, 8, and &, and the disturbance
bound p. The three parameters §,, 8,4, and p appear directly in
the LMI (63) (matrix A7). Then, these parameters should be
maximized. However, the variables &, &,, and §, are incor-
porated, respectively, in the parameters a, f3, and ¢: & = £,0,,,
p=(&+ 86)52, and ¢ = 59(_?2. Then, to maximize 8, 8, and 8,,,
we should maximize &, 3, and ¢. Moreover, as « (resp. f3, ¢)
depends on ¢, (resp. &5 and &, &), we should minimize ¢, &5, &,
and ¢, in order to ensure maximized values of § , §,, and §,. We
emphasize that, in order to obtain a minimization objective
function that can be handled with the LMI toolbox, we should
transform the maximization problem of the variables «, §, ¢, J,,
8,4, and p into a minimization problem of the quantity — (« +
B+ @+ 8.+ 0+ p). This completes the proof of Theorem 3.

It is worth to mention that Theorem 3 offers a wider
choice of invariant ellipsoids & (P, y) (as y varies) for opti-
mization and will lead to less conservative estimation of the
domain of attraction.

In addition, we stress that, in Theorem 3, we imposed the
two free parameters g and # in Theorem 2 to be equal, i.e.,
¢ =1 = A, in order to obtain an LMI with a single parameter
A. Nevertheless, this choice, which is the only solution to
simplify computation, injects some degree of conservatism in
the LMI conditions (63)-(65). Furthermore, the parameter A
is the only one that should be fixed a priori to obtain a solution
of the optimization problem in Theorem 3. O
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4. Estimation of the Domain of Attraction

With all the ellipsoids satisfying the set invariance condition
(21), we would like to choose from among them the largest
one to get at least an estimation of the domain of attraction.
Certain criteria are used in the literature to maximize the size
of the attractive invariant ellipsoid ¢(P,y), such as maxi-
mization of its volume and maximization of the sum of its
semiaxis [5, 9, 18, 21, 27, 47, 48, 52]. Actually, maximization
of the volume of an ellipsoid is equivalent to minimization of
the determinant of the Lyapunov matrix P, and maximi-
zation of the sum of its semiaxis is equivalent to minimi-
zation of the trace of the matrix P [9].

In this part, our main goal is to find a robust saturated
affine state-feedback control law (18) associated to the largest
invariant ellipsoid ¢, (P,,y,). Such largest invariant ellip-
soid will be found for desired values of the maximum
bounds of the parametric uncertainties 8, 8, 0., 345, and J,
and also the maximum bound of the disturbance p. Thus, we
will use LMI (63) (or systematically LMI (57)) for predefined
values of these maximum bounds. However, we should also
use the two LMISs (64) and (65) to look for a maximum value
of the parameter y and hence the associated gains K and m.

Next, the size of the attractive invariant ellipsoid (P, y)
is measured through the sum of its semiaxis. For this subject,
we introduce the following theorem.

Theorem 4. The largest attractive invariant ellipsoid of the
nonlinear system (15) with bounded disturbance (14) and
norm-bounded parametric uncertainties (17), subject to the
saturated affine state-feedback control law defined by ex-
pression (19) and constraint (18), is the ellipsoid € (P, y), for a
fixed positive scalar ¢, < 1 and some positive parameter A
known a priori, where P = S™! and vy, together with ¢,, &,, €3,
&4 €5 & &5, €, and &y, are a solution of the following LMI-
based optimization problem:

minimize (—trace (S) — y),

TA,+AS Bm A; O 7
(x) -Ay O A,
<0,
(x) () -As O
L () (%) (%) -Agl
S RT O ] (70)
(») A m >0,
2
umax_
| () () ey |
CTC+ZCTBm—em m BT |
<0.
(%) -7 |
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Proof. In expression (21), the attractive invariant ellipsoid
& (P,y) can be recast as

s(E, 1) = {x e R%: XTEXS 1]». (71)
Y 14

We emphasize that the trace of the matrix P/y is equal to
the sum of the semiaxis of the invariant ellipsoid ¢ (P/y, 1)
for some fixed y. Hence, the size (the length of the semiaxis)
of ¢(P/y,1) increases as the trace of the matrix P/y
decreases. As P=S"!, P/y = (y8)"". Therefore, maximiza-
tion of the size of &( (yS)_l, 1) is equivalent to the maxi-
mization of the trace of the matrix yS. As a result, to
guarantee the largest attractive invariant ellipsoid
e((yS)” 1 1), we should maximize the parameter y and also
the trace of the matrix S. Notice that maximizing y and
trace (S) is equivalent to minimizing (—trace(S) —y). This
completes the proof of Theorem 4.

It is worth to note that, for each fixed value of the pa-
rameter A, the optimization problem in Theorem 4 provides
a solution associated to an attractive invariant ellipsoid
¢(P, p) with a (local) largest size, which is obtained for such
A. Therefore, in order to obtain the global maximum, we
should vary the parameter A, 0 <A < co. To this end, the best
manner is the use of the gridding method [68]. This method
consists in making a new change of variable by defining x =
A/ (1+A) and then A = x/(1 — k). We know that A >0 if and
only if x € ]0, 1[. Then, we assign a uniform subdivision of
the interval ]0, 1[ and we solve the optimization problem in
Theorem 4 for each value of this subdivision. Once this
interval is covered, we look for the maximum value between
all the obtained results. This maximum value corresponds to
the largest invariant ellipsoid, which was obtained for some
x, and then for some optimal values of the parameter A,
saying A,.

In fact, finding the optimal value A, and then the largest
invariant attractive ellipsoid ¢, takes a lot of time. Indeed,
suppose that we uniformly subdivide the interval ]0,1[, in
which the parameter x varies, and then we take N, values.
Thus, for each value of k, we run the optimization algorithm
in Theorem 4. Let us assume that a single run takes ¢,. Hence,
the total simulation time in order to obtain the largest el-
lipsoid ¢, is about t. = N, xt,. O

Remark 5. In several research works presented in the lit-
erature, the computation of the largest attractive invariant
ellipsoid ¢, (P,,y,) is achieved mainly in two steps:

(1) Hunt for an invariant ellipsoid ¢ (P, 1) by obtaining
the matrix P

(2) With such P, maximize the value of the parameter y

Actually, these two steps are realized via two optimi-
zation algorithms. Compared with this hunting procedure,
our proposed design of the saturated feedback control law
guarantees the determination of the largest invariant ellip-
soid ¢, (P,,y,) in only one step and then with only one
optimization algorithm.
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5. Simulation Results

In this section, we provide some simulation results to
demonstrate the effectiveness of our developed method for
the synthesis of the saturated affine state-feedback control
law (19) for the robust stabilization of the disturbed un-
certain nonlinear dynamics (15) of the pitch model of the
helicopter. Moreover, we aim at identifying and analyzing
the largest attractive invariant ellipsoid ¢, (P,,y,) in order to
obtain an estimation of the domain of attraction. Thus, in the
sequel, we take two values of the saturation level in (18) of
the control law u: u,, = 1 and u,,, = 10. Moreover, we fix
the parameter ¢, = 107°.

The values of the parameters figured in the nonlinear
dynamics (12) or of the pitch model of the helicopter are as
follows [55-57]: I,,=0.0283 (kg/m?), my; = 0.9941 (Kg),
I.,. =0.0134(m), I.,., =0.0289 (m), F,,; = 0.0041

cgx cgz

(Nm/rad/s), g = 9.81(m/s?), and s = 0.0057 (m/s?).

max

Remark 6. 'The choice of the parameters of the maximum
value of the control input u, 1, is based on two facts: (1) in
the literature, the common choice of the saturation limit is
U, = 1 according to the invariance sets’ concept and (2) in
the present work, we have considered a general case of the
actuator saturation limit in the development of LMI con-
straints and hence in the design of the state-feedback
controller in order to show the effect of the saturation limit
U . on the largeness of the invariant attractive ellipsoid.
Thus, in our investigation, we selected two values of the
saturation limit: u,, = 1 (which is the classical choice) and

U = 10. We can also choose another value of such sat-
uration limit such as u,,,, = 24, and we will obtain similar
results.

Actually, the saturation limits are the intrinsic re-
quirement of the physical actuators. Thus, the adopted
different values of the u,, will be used in the sequel just to
show the feasibility and the conservativeness of the proposed
design method of the two gains of the affine state-feedback
controller and also for the computation of the largest do-
main of attraction in different situations.

Remark 7. 1t is worth to mention that for the computation
of the solutions of the LMIs in Theorem 2 and the LMI-based
optimization problem in Theorems 3 and 4, we use the LMI
toolbox of MATLAB. We can also use the toolbox YALMIP
[10] in order to solve these LMI problems. Moreover, we can
use it to (locally) solve some BMI problems using the bi-
section method.

5.1. Numerical Results. The optimization problem subject to
LMI constraints in Theorem 3 provides numerical results
illustrated in Table 1 for the saturation level u,,,, = 1 and for
different values of the fixed parameter A. In this table, we
provide the two gains, K and m, of the saturated affine state-
feedback control law u, the maximum bounds of the
parametric uncertainties, i.e., J,, J,, 6., §; and J,, the
maximum bound of the disturbance w, ie., p, and the

Complexity

parameter y. It is obvious that the three uncertainty bounds,
Su, Sb, and Se, are very small, around 10~%. The two pa-
rameters, §, and J;, are found to be equal and decrease
slightly as A increases. However, the value of the allowable
disturbance bound p is found to be very high, about 6 x 10°.

We emphasize that the obtained results for the allowable
maximum bounds of the parametric uncertainties, J,, &y,
and §,, are dissatisfying (they are found to be very small).
Moreover, the maximum disturbance bound is found to be
very high. It is worth noting that the optimization algorithm
in Theorem 3 is characterized by an objective function that
depends on 10 parameters &g, &5, &; €, & 3, ¢, 6., 84, and p,
which are optimized together. Then, in order to improve the
obtained results, we will fix in the next the parameter p and
the remaining ones will be optimized. As discussed in the
beginning of this paper, in the second section, the external
disturbance w can represent the turbulent moments on the
helicopter. Without loss of generality, we will fix p = 10.

Thus, for p = 10, the optimization algorithm subject to
LMI constraints in Theorem 3 gives numerical results il-
lustrated in Table 2 for the case u,,,, = 1 and in Table 3 for
U = 10. As in Table 1, we provide, for different values of
the parameter A, the gain matrix K, the gain constant m, the
maximum bounds of the parametric uncertainties 6, ,, §
8,4 and 6, and the parameter y.

We note from Tables 2 and 3 that the optimization
problem provides identical values for the two uncertainty
bounds §, and §,;. Moreover, for all values of A, the value of
the gain m is about 0.0133 as in Table 1. In addition, it is
evident that, for the same value of parameter A, we have
almost the same gain matrix K. Furthermore, as A increases,
the size of the gain matrix K and the uncertainty bounds,
3,, 8,, and §,, increase. For u,, =1, &, is found to be
around 1073, whereas for u,, =10, §, is about 14. In
addition, it is evident that the values of the maximum
bounds of the parametric uncertainties &,, &, and §, are
bigger than those obtained in Table 1 since the parameter p
is fixed here.

We can also observe from Tables 2 and 3 that, as the
parameter A increases, the value of the parameter y de-
creases. Actually, we can note that y =~ u2__/A. This shows
that the size of the attractive invariant ellipsoid, which
depends on v, varies with respect to the value of the satu-
ration level u, ..

c

5.2. Computation of the Largest Attractive Invariant Ellipsoid.
To obtain the largest attractive invariant ellipsoid ¢, (P,,y,),
we solve the optimization problem in Theorem 4. Thus, in
order to obtain the global largest ellipsoid ¢, (P,,y,), we
should vary the free parameter A according to the gridding
method as noted before. Moreover, in this optimization
problem, we fix the bounds of the parametric uncertainties
and we take a common value, J, for all these bounds like so:

for . =1, we take §,=---=6,=0=1, whereas for
Uy = 10, we fix §, =--- =6, = § = 10. Actually, with § =
10 and u,,,, = 1, the optimization problem in Theorem 4 is

unfeasible. It was found unfeasible also for all §>2 and

Uy = 1. Then, we minimized the uncertainty bound to
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TaBLE 1: Numerical simulation results obtained using the optimization algorithm in Theorem 3 for different values of the parameter A and

for u,, = 1.

A=0.01 A=0.1 A=1 A=10 A =100

-0.0372 -0.3786 -0.0204 ~2.3360 ~236.7854
T -3 -3

K 10 [ 0.2566 ] 10 [ 26152 ] [ 0.0437 } [ ~0.5053 ] [ ~5.1249 ]
m 0.013321 0.013321 0.013321 0.013321 0.013321
3, 107* x 4.5975 107* x 4.6197 107* x 3.0634 107* % 2.7950 107* x 2.7613
& 107 x 3.2525 10~* x 3.2666 107* x 2.1641 107* x 1.9764 107* x 1.9526
8. =6, 3.6314 3.6515 2.2531 1.9868 1.9407
5, 10 * x 4.5944 10" * x 4.6215 10~* x 3.0796 10 * x 2.7990 10"* x 2.7613
p 10% x 6.4069 10% x 6.4673 10% x 6.0719 10° x 5.4419 10° x 5.7484
Y 81.4039 8.1419 0.8527 0.0863 0.0087

TaBLE 2: Numerical simulation results using Theorem 3 for different values of the parameter A and for p = 10 and u,, = 1.

A =0.01 A=0.1 A=1 A=10 A =100 A =200
KT [—0.00089 ] [ —0.00298] { ~0.09235 [ —3.6488] [ —298.7673] 10° [ —1.1796]
-0.00503 -0.02858 -0.11705 -0.6523 ~5.8965 -0.0117
m 0.013275 0.013283 0.013268 0.013243 0.013251 0.013262
3, 0.0067 0.0181 0.7729 1.9138 5.4867 7.7133
8 0.0800 0.1020 2.2687 2.6586 2.6496 2.6447
5. =6, 0.0048 0.0029 0.0043 0.0011 0.0022 0.0038
3, 0.0112 0.0155 0.4577 0.7132 0.7459 0.7475
y 99.1571 9.9099 0.9893 0.0986 0.0099 0.0049

TaBLE 3: Numerical simulation results using Theorem 3 for different values of the parameter A and for p = 10 and u,,, = 10.

A=0.01 A=0.1 A=1 A=10 A =100 A =200
KT [ ~0.00048 ] [ ~0.00581 ] [ -0.0917 [ ~3.6420 ] [ ~297.9499 ] 10° x [ ~1.1761 ]
-0.04438 ~0.05694 -0.1166 -0.6515 ~5.8866 -0.0117
m 0.01327 0.013319 0.013316 0.013320 0.013321 0.013321
5, 0.0321 0.8835 1.2411 24613 6.8305 9.3191
3, 0.1500 3.6262 3.6585 3.4313 3.3309 33217
5. =6, 9.9995 14.5636 14.3332 14.3665 14.4657 14.7111
3, 0.0360 2.1881 4.8950 6.0531 6.2291 6.1668
y 9990.7 997.292 99.0173 9.8937 0.9851 0.4922

obtain a feasible solution. This will be demonstrated and
discussed next.

Figure 2 reveals evolution of the trace of the matrix S, or
systematically the sum of the semiaxis of the invariant el-
lipsoid & (S™', y), as the parameter A varies. It is obvious from
Figure 2 that, by sweeping through A, we obtain the max-
imum trace of the matrix yS for the two cases u,,,, = 1 and
U = 10. Such maximum trace corresponds to the largest
invariant ellipsoid ¢, (P,,y,). Obtained results are sum-
marized in Table 4. In this table, we provide the parameters,
P, and y,, of the largest attractive invariant ellipsoid
e, (P,,y,), the associated feedback gains, K, and m,, of the
saturated affine state-feedback control law u, the nominal
value, A,, of the free parameter A, and the size of the at-
tractive invariant ellipsoid ¢, (P,,y,). According to Figure 2
and Table 4, in the first case u,,,, = 1, the size of the largest
invariant ellipsoid is about 1.7906. However, in the second
case U, = 10, such ellipsoid has a size about 46.5870. We

recall that, for u,, =1, we have chosen §=1 and for
U = 10, we have adopted § = 10.

Our objective now is to see the effect of the maximum
bound of the different parametric uncertainties d,,, &, 8., 4,
and §, and also the saturation limit u,,, on the size of the
attractive invariant ellipsoid ¢ (P, y). To do this, we used the
optimization algorithm in Theorem 4 and we varied the
parameter A as mentioned previously. This task was achieved
for a single value of the maximum uncertainty bound, saying
8y = 0, = -+ = 8,. Thus, we obtained the largest ellipsoid
e, (P,,y,). Now, we will repeat the same procedure by also
varying the parameter 6,,,, and fixing the saturation level
U Figure 3 reveals obtained results for u , =1 and
U = 10. We stress first that, for u,, = 1, the allowable
maximum bound of the parametric uncertainty allowing to
obtain an invariant ellipsoid ¢, (P,,y,) is &, = 1.06.
However, for u,, = 10, this value of J,,, increases con-
siderably and reaches the limit 12.05.

max
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TaBLE 4: Numerical results using Theorem 4 corresponding to the

largest attractive invariant ellipsoid ¢, (P,,y,) for u

max = 1 and

A

u 1

= U =10

‘max —

FIGURE 2: Variation of the trace of the matrix yS with respect to the
parameter A and for two different values of the saturation level:
U =1 and u,, = 10. Here, for u,, =1 (resp. u,, = 10), we

have adopted 5=1 (resp. & = 10). Moreover, in the two cases, we
have fixed p = 10.

Moreover, it is obvious that, for each value of u,,,, the
size of the largest ellipsoid increases rapidly as §,,,, de-
creases. A tiny decrease of the uncertainty bound 4., leads
to a very important increase in the size of the ellipsoid
e, (P,,y,). For example, for u,,, = 1 and for d,,,, = 0.5, the
size is about 10° and for §,,,, = 0.1, the size is around 10°.
Similarly, for the saturation limit wu,, =10 and for
8ax = 0.5, the size is around 10% and for §,,, = 1.5, the size
is around 10°.

Furthermore, it is clear that the size of the largest in-
variant ellipsoid decreases as §,,,, increases. The ellipsoid
becomes smaller as the uncertainty bound é,,,, approaches
its feasible limit (i.e., the value 1.06 for u,,, = 1 and 12.05 for
Uy = 10).

In addition, we remark that, for the same value of un-
certainty bound §,,,,, the size of the largest ellipsoid
e, (P,,y,) increases as the saturation limit u,,, increases (as
noted previously for 4., = 0.5).

Using numerical results illustrated in Table 4, we plotted
in Figure 4 the corresponding largest attractive invariant
ellipsoids ¢, (P,,y,) for the two cases u,, =1 and
U = 10. In Figure 4, the two inclined lines (colored in pink
and green) correspond to the bounds of the actuator sat-
uration (20), which are defined as Kx+m = +u,, . The
lower line (colored in pink) is depicted for Kx + m = u,,,,.

It is obvious from Figure 4 that, in the two cases, the
largest invariant ellipsoid ¢, (P,,y,) is contained in the
region & (K, m, u,,,), where |[Kx + m| <u,,,,. Therefore, the
constraints on the affine state-feedback control law given in
(18) are well respected.

In the end of this part, we can note the two following
statements:

Upax = 10.
Upax =1 and & = 1 Upex = 10 and & = 10
p 10.1505 0.5523 64.4531 2.1626
* 0.5523 0.0628 2.1626 0.1963
K -9.0604 —20.3362
* -1.0242 —1.8458
m, 0.013235 0.013303
A, 16.9211 17.3824
Vs 0.0583 5.7446
trace(y,S,) 1.7906 46.5870
4
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FIGURE 3: Variation of the size of the largest attractive invariant
ellipsoid ¢, (P,,y,) with respect to the variation of the allowable
maximum bound of the parametric uncertainties for the two cases:

Uy = 1 and u,,, = 10. Here, we have fixed §, =--- = 8, = 8,00
with always p = 10.

(1) For a constant saturation limit u,,,,, an increase of
the maximum bound of the parametric uncertainties

leads to the decrease of the largeness of the attractive
invariant ellipsoid.

(2) For a constant maximum bound of the uncertainty,
an increase of the saturation limit u,, causes the
attractive invariant ellipsoid to become larger.

Remark 8. In some research papers, the definition of the
attractive invariant ellipsoid was chosen to be as follows:

é(P)={x e R™: x"Px<1}. (72)

This set £ (P) is equivalent to that adopted in the present
work in (21), that is, £(P,1). Hence, we have y = 1. Our
immediate concern is to show that the adopted ellipsoid (21)
with a free parameter y gives less conservative results
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FIGURE 4: Largest attractive invariant ellipsoids ¢, (P,,y,) computed for two different values of u,

compared with the ellipsoid (72). We use the same opti-
mization algorithm in Theorem 4 where in the present
case, we fix the parameter y as a constant one and then we
takey = 1. Table 5 shows the numerical results obtained for
a fixed parameter y = 1. Notice that the symbol (!) in
Table 5 means that the LMI-based optimization problem in
Theorem 4 is unfeasible. To realize a comparison from
conservatism point of view, we adopt the same parameters
in Table 4. As noted previously, the maximum bound of the
disturbance is fixed to p = 10. It is clear from Table 5 that,
for the first case u,, =1 and § =1, the optimization
problem in Theorem 4 was found to be unfeasible, with
y = 1. It was found to be feasible for all §<0.648. Recall
that, for a free parameter y, the optimization problem was
found to be feasible for all § < 2. This fact shows that, using
a free parameter y in the definition of the attractive in-
variant ellipsoid ¢(P,p), that is, the set (21), instead of
fixing y = 1, gives less conservative stability conditions.
Moreover, from Table 5 and for the case u,, =10 and
0 = 10, the optimization problem with y = 1 is found to be
feasible, as in Table 4. Nevertheless, the largest ellipsoid
¢, (P,) obtained for y = 1, is too small compared with that
obtained using a free parameter p, that is, the ellipsoid
e, (P,,y,). Recall that the largeness of the attractive in-
variant ellipsoid is measured by the “trace” function as
noted in Tables 4 and 5. As noted in Table 4, for a free
parameter 9, the volume of the largest ellipsoid was found
to be about 46.5870. However, for a fixed parameter y = 1,
the volume of the largest ellipsoid ¢, (P,) is about 7.3840.
The difference between the two sizes of the ellipsoid is
evident. Another attractive result that can be observed from
Table 5 is that the obtained matrix gain K, is too large
compared with that obtained in Table 4.

Accordingly, we emphasize that the parameter y in the
definition of the attractive ellipsoid (21) leads to less con-
servative results and then less restrictive LMI stability
conditions. In addition, it contributes in obtaining a largest
ellipsoid with a controller gain having a small size. Hence,

-0.4 -0.3 -0.2 -0.1 0 0.1 0.2 0.3 0.4
Xy

(b)

max*

the choice of y#0 reduces the conservatism of the LMI-
based optimization problem in Theorem 4.

Remark 9. We noted in the end of Section 4, just before
Remark 5, that the computation time for solving the LMI-
based optimization problem in Theorem 4 and then for the
identification of the largest invariant attractive ellipsoid
e, (P,,y,) depends on the number N, of uniformly dis-
tributed points « in the interval ]0, 1[ and the simulation
time t, for each value of the parameter x. The total simu-
lation time ¢, can be computed to be about t. = N, xt,.
Tables 6 and 7 present the simulation results for different
values of the parameters N, for u,, =1 (Table 6) and for
Unmax = 10 (Table 7). Recall that, for u,,, = 1, we have § = 1,
whereas for u,,, =10, we fixed & =10. Moreover, the
maximum bound p of the disturbance is fixed to be p = 10 in
the two cases. Actually, in order to obtain these results in
Tables 6 and 7, we have fixed the interval in which the
parameter x varies as follows: [0.01: §,: 0.99], where we
have selected four cases: §, = 0.01, §, = 0.001, &, = 0.0005,
and &, = 0.0002. For these values of §,, it corresponds,
respectively, the number N, =99, N, =981, N, = 1961,
and N, = 4901. Thus, using these intervals and these values
of the parameters N,, we simulated the optimization
problem under LMI constraints in Theorem 4 and then we
obtained the results in Tables 6 and 7. In these Tables, we give
the two optimal gains, K, and m,, of the controller, A,
(notice that A =«/(1-x)), y,, the size of the ellipsoid
(trace(y,S,)), the simulation/computation time ¢,, and the
number of feasible solutions N,. It is important to note that
not all the N -cases are feasible. From the results in Tables 6
and 7, it reveals that the number of feasible solutions is only
about 4.8% for u,, =1 and about 6% for u, = 10. The
computation time f, for finding the largest ellipsoid in-
creases significantly as N increases too. We also stress that
as N, increases, the optimal solution converges to that al-
ready obtained in Table 4. We found the same values for
N, =4901. Nevertheless, in this case, the computation time
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TaBLE 5: Numerical results using Theorem 4 with a fixed parameter y = 1 and for u,,, = 1 and u,,,, = 10.
Uy =land §=1 U, =10 and § = 10
2.1069 0.0255
| 3
P, 0 107 [040255 0.0004]
—-2.8612
| 2
K. 0 107 [ ~0.0633 ]
m, ) 0.013317
A, 0 99.6036
trace(S,) Q) 7.3840
TaBLE 6: Computation time for solving the LMI-based optimization algorithm in Theorem 4 for the case u,,, = 1.
N, 99 981 1961 4901
KT -10.5679 -9.2061 -9.1147 -9.0604
* -1.1050 -1.0321 -1.0271 —-1.0242
m, 0.013238 0.013237 0.013239 0.013235
A, 19.0000 17.1818 17.0180 16.9211
Vs 0.0519 0.0574 0.0580 0.0583
trace(y,S,) 1.6557 1.7874 1.7894 1.7906
t.[s] 6.1988 54.9516 106.1182 264.1296
Ny 5 48 95 238
TaBLE 7: Computation time for solving the LMI-based optimization algorithm in Theorem 4 for the case u,,,, = 10.
N, 99 981 1961 4901
K’ —-18.6484 —-19.7871 —-20.3059 —-20.3362
* -1.8069 -1.8309 —-1.8453 —1.8458
m, 0.013306 0.013311 0.013306 0.013303
A, 15.6667 16.8571 17.3486 17.3824
Vs 6.3740 5.9236 5.7557 5.7446
trace(y,S,) 45.7911 46.5153 46.5625 46.5870
t.[s] 3.1946 27.3301 53.4916 132.4823
Ny, 6 59 117 293

is very high, it is computed to be about 4.5 minutes for
U, =1 and it is about 2.2 minutes for the second case
Upnax = 10.

max

5.3. Simulations for the Robust Stabilization of the Pitch
Dynamics. In this part, we would show the robustness and
effectiveness of the designed saturated affine state-feedback
control law (19) in the robust stabilization of the uncertain
disturbed nonlinear dynamics (15) of the pitch model of the
helicopter. The control gains K and m are provided in Ta-
ble 4. We recall that, for wu,, =1, we have
8,=06,=0,=0,=0,=1, whereas for u_, =10, we take
6,=0,=0.=06,;=0,=10. Moreover, we recall that the
external disturbance w in the nonlinear dynamics (15) is
bounded according to condition (14) with p = 10. In ad-
dition, the uncertain parameters §,, 8, 6., 04, and J, in (15)
vary randomly over time so that the boundedness condition
(17) is satisfied. Furthermore, for the simulation of the
controlled nonlinear system (15), we will take first an initial
condition, x,, located outside the largest attractive ellipsoid
e, (P,,y,): for the case u,,, =1, we take x, = [0.1 —1]",
whereas for the case u,, =10, we take x, = [0.3 -6] .

Each initial condition is located near the boundary of the
corresponding ellipsoid (see Figure 4). Furthermore, we will
take an initial condition located outside the invariant at-
tractive ellipsoid: x, = [5 —10]", for the two saturation
limits.

First of all, we will study the dynamics of the helicopter
model under the saturated control law u in the nominal case,
that is, without parametric uncertainties and disturbance.
Figure 5(a) shows temporal evolution of the states x, and x,
of the certain undisturbed controlled nonlinear system (15),
and Figure 5(b) reveals the saturated affine state-feedback
control law u for the saturation limit u,,,, = 1. It is obvious
that the state of the pitch dynamics converges to zero, which
is our main objective in this paper. Moreover, the control law
u converges to a constant value, which is found to be equal to
the gain m. Actually, such constant value of the control input
will ensure that the pitch dynamics of the helicopter stays at
the zero state. In addition, we note that the reached max-
imum value of the control law u is about 0.23, which is less
than the desired saturation limit u, = 1.

We have also analyzed the nominal pitch dynamics of
the helicopter model for the case u,,,, = 10. We have ob-
served almost the same behavior in Figure 5. The reached
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FiGure 5: Evolution of the two states, x; and x,, of the nonlinear system (15) and the saturated affine state-feedback control law u for

Uny

maximum value of the controller u is around 5. The con-
troller converges to the constant value m = 0.01336.

Now, we will show simulation results for the controlled
nonlinear system subject to both parametric uncertainties
and external disturbance. Simulation results are shown in
Figure 6 for u,,, = 1 and Figure 7 for u,,,, = 10. Figure 6(a)
(resp. Figure 7(a)) presents temporal evolution of the two
states, x; and x,, of the nonlinear system (15) under un-
certainties and disturbance. Figure 6(b) (resp. Figure 7(b))
reveals evolution of the saturated control law u for u,,, =1
(resp. U, = 10). As noted previously, the initial condition
is located inside the largest attractive invariant ellipsoid.
Moreover, the disturbance w is injected into the system at
t =2[s] and during 3[s]. We recall that the external dis-
turbance w satisfies condition (14) with p = 10.

It is obvious from Figure 6(a) that the motion of the pitch
dynamics of the helicopter model experiences some fluc-
tuations around the desired zero state when the disturbance
is applied. Once the effect of the external disturbing torque w
vanishes, the controlled system stabilizes again around its
desired position with some very weak perturbations pro-
voked by the injected parametric uncertainties. Moreover, in
Figure 6(b), the control signal u varies around the value
m = 0.0133. The control signal varies between two very small
values: +0.1. We stress that the effects of the parametric
uncertainties and the external disturbance are compensated.
This shows the robustness of the control law u towards the
parametric uncertainties and the external disturbance with
high amplitude.

However, for u,, =10, the effect of the parametric
uncertainties and the external disturbance w is clear in
Figure 7. Figure 7(a) is almost identical to Figure 6(a).
Moreover, when the disturbance is injected, the control
signal u undergoes some fluctuations, which vary between

+1.5. This happens because the maximum bound of the

. = 1 in the nominal case. Here, the system is without uncertainties (8,4, = 0) and disturbance (w = 0).

uncertainties is very large (8, _, = 10) in this case compared
with the first case, ie., for u_ = 1.

It is worth to note that, in the previous three cases, the
saturation level +u . of the controller was well respected.

We have tested another case by taking an initial con-
dition located outside the largest attractive invariant ellip-
soid ¢, (P,,y,). We take here only the case u,,,, =1, and
then the corresponding largest ellipsoid is given by
Figure 4(a). As noted previously, the initial condition is
chosentobex, = [5 —10]". Obtained results are illustrated
in Figure 8. We observe first from Figure 8(a) that the state
x; of the helicopter model experiences some smooth os-
cillations before its convergence and stabilization at the zero
position despite the presence of the external disturbance and
the parametric uncertainties. In fact, only weak fluctuations
are observed as in Figure 7(a). However, the interesting
phenomenon observed here is the saturation of the control
law u depicted in Figure 8(b).

Remark 10. 1t is worth to note that, for a predefined set of
the system parameters, the previous established optimi-
zation problems under LMI constraints are (should be)
simulated offline in order to compute the largest attractive
ellipsoid and then the associated feedback gains K and m of
the input-saturated affine state-feedback controller u be-
fore its application into a real helicopter system in practice.
Thus, for a prescribed saturation level u,,,, the possible
maximum allowable bounds of the parametric uncer-
tainties §,, 6, 8., 0, and &, and the possible maximum
bound of the external disturbance signal w, i.e., p, we look,
as described previously, for the largest attractive invariant
ellipsoid ¢, (P,,y,). Thus, once this set is found, the cor-
responding feedback gains K and m will be used in order to
stabilize the pitch dynamics of the simple helicopter model
in a real-world application.
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6. Conclusion and Future Works

In this paper, an LMI-based approach for designing a robust
affine state-feedback control law to stabilize the pitch dy-
namics of a helicopter model was proposed. The nonlinear
dynamics of the helicopter was subject to an external dis-
turbance and norm-bounded parametric uncertainties.
Moreover, the problem of the actuator saturation in the
design of the control law was as well addressed. We showed
that the stabilization problem is represented as a solving

problem of BMI constraints. Furthermore, with a judicious
utilization of the Schur lemma and the matrix inversion
lemma, these BMIs were transformed into LMIs. We have
also developed an optimization problem with enhanced LMI
constraints permitting to compute the maximum bounds of
the parametric uncertainties.

In addition, we have proposed an LMI-based approach
for the maximization of the attractive invariant ellipsoid for
the uncertain disturbed nonlinear dynamics of the helicopter
model under the saturated affine state-feedback control law.
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ellipsoid ¢, (P,,y,) in Figure 4(a).

The largeness of the ellipsoid was measured by means of the
length of its semiaxis. We have showed that the optimization
problem computes efficiently the largest ellipsoid in only one
step.

Finally, we have showed through numerical simulations
the performance of the synthesized saturated controller in
the robust stabilization of the nonlinear dynamics under the
norm-bounded parametric uncertainties and the external
disturbing torque.

In the literature, the estimation of the domain of at-
traction of the closed-loop system subject to actuation
saturations is one of important issues and several methods
have been achieved for both linear and nonlinear systems.
The difference between these methods lies in the approach
by which the saturation nonlinearity was handled [51]. Its
treatment can be classified into three main approaches: (1)
the first one is to treat the actuator saturation problem as
achieved in the present work, (2) the second approach is to
treat it as a locally/generalized sector bounded nonlinearity
[17, 69, 70], (3) while the third method is to represent the
saturation nonlinearity as a (polytopic or linear) differential
inclusion (see [36, 51] and references insides). As noted in
Remark 5, the solution presented in this work leads to the
computation of the largest attractive invariant ellipsoid in
only one step, compared to some related approaches that
used a two-step method. Thus, the approach presented in
this paper is more simpler and is less restrictive.

In addition, it worth to note that, in this paper, a sat-
urated affine state-feedback controller was designed. To the
best of our knowledge, such problem has not been con-
sidered in the literature. Generally, a saturated linear
tfeedback controller has been considered to stabilize linear
and nonlinear systems. Then, in order to realize a com-
parison and hence to show the possible eficiency of our
design approach, a future work of this paper is the design of a

saturated affine feedback controller using the sector-boun-
ded nonlinearity method and the differential inclusion
approach.

Furthermore, we aim at extending the present meth-
odology of the saturation affine feedback controller for more
complex nonlinear systems with different Lipschitzian
conditions [65], and with measurement delays [71, 72] and
also for the design of observer-based feedback controllers for
Lipschitz nonlinear systems [3, 8, 64]. Moreover, we hope to
extend this work for impulsive hybrid nonlinear systems,
such as the biped robots [73] and the impact mechanical
oscillators subject to multiple rigid constraints [74-76].

In the present work, we considered the simple pitch
dynamics of a helicopter model as an application. Moreover,
the zero state is not the equilibrium point of such model.
Thus, we have designed an affine feedback controller under
saturation to achieve the robust stabilization at the zero state.
Another important application that has such feature is the
robot manipulators [77]. Indeed, because of the gravitational
matrix, the dynamics of robot manipulators has an equi-
librium point different to the zero state. Thus, several control
approaches have been adopted for this subject [77]. Our
objective is then to extend the design method of the satu-
rated affine state-feedback controller for the case of ma-
nipulator robots.
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Uncertainties and lead times make the closed-loop supply chain (CLSC) more complex, less stable, and then the bullwhip effect
(BE) will become more intense. This paper will address a fuzzy robust control (FRC) approach to mitigate the BE in the uncertain
CLSC with lead times. For the reverse channels for products in the CLSC, the customers’ used products are recycled by both the
manufacturer and the third party recovery provider, and new products bought by customers within a certain period of time can be
returned to the retailer. In the CLSC system, the state transformation equations of the inventories and the total operation cost are
set up. A new FRC approach is proposed to mitigate the BE and realize the robust stability of the uncertain CLSC with lead times.

A simulation example verifies the mitigation effect of the BE under the proposed FRC approach.

1. Introduction

Whether governments construct green supply chains
through governmental interventions [1] or enterprises un-
dertake social responsibility through social work donation
[2], the environment can be more friendly. Therefore, both
governments and enterprises have been paying more and
more attention to the closed-loop supply chain (CLSC)
which can achieve sustainable development [3].

The complexity of the business environment results in many
uncertainties in the CLSC. Especially in the reverse supply
chain, there are uncertainties in quality, quantity, and time of
the recycled products, which lead to the uncertainty of rema-
nufacturing profit. For example, ReCellular, one of the largest
phone remanufacturers in the United States, divides used
phones into six quality levels for remanufacturing. Uncertainty
is one of the main reasons for the existence of bullwhip effect
(BE), and the other reason is lead time. If BE cannot be ef-
fectively mitigated, the operating efficiency of the CLSC will be
reduced, and then the operating cost will be increased. In se-
rious cases, the CLSC will collapse. Therefore, for the mitigation
issue of the BE in the CLSC with uncertainties and lead times,

we will propose a fuzzy robust control (FRC) approach to
reduce the BE and realize the robust stability of the CLSC.
The remainder of this paper is formulated as follows:
Section 2 offers a review of the related literature. Section 3
puts forward a kind of Takagi-Sugeno fuzzy model for the
CLSC with uncertainties and lead times. Section 4 addresses
a FRC approach to mitigate the BE in the CLSC system. The
simulation studies are carried out in Section 5. The conclu-
sions and future research directions are given in Section 6.

2. Literature Review

In the CLSC, used products can be recycled by various
subjects. For example, the used products can be recycled by
the manufacturer [4] or by the retailer [5]. Wei and Zhao
[6] studied the decision-making issue of the used products
recycled by the manufacturer, the retailer, or the third
party recovery provider (3PRP). Furthermore, recycling
used products can be performed by multiple subjects at the
same time to realize more convenient for customers and
more efficient for enterprises. This recycling pattern is
called hybrid recycling. Therefore, some scholars have
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been devoting themselves to the study of the CLSC with
hybrid recycling channels; for example, based on hybrid
recycling channels, Allah et al. [7] investigated the pricing
strategies of the CLSCs with the single-channel forward
supply chain and with the dual-channel forward supply
chain; Shi and Ma [8] recycled the used medical equipment
through hybrid recycling models; under hybrid recycling
channels, Ma and Liu [9] analyzed the optimal profit of the
CLSC.

For the studies mentioned above, [7-9] did not consider
the impacts of uncertainties and lead times on the CLSC
system with hybrid recycling channels. However, un-
certainties and lead times are two important factors leading
to BE. Therefore, many scholars studied the BE caused by
uncertainties or lead times; for example, by simulation-
based approach, Do et al. [10] quantified the BE with dif-
ferent demands and stochastic lead times; for a two-echelon
serial supply chain, Agrawal et al. [11] compared the effects
of lead time reduction and information sharing on the
mitigation of the BE; using the statistical method, Kim et al.
[12] considered the stochastic lead time and provided ex-
pressions for quantifying the BE both with information
sharing and without information sharing; Modak and Kelle
[13] used a hybrid all-unit quantity discount along a fran-
chise fee contract to mitigate the BE in the dual-channel
supply chain with the delivery time and stochastic demand;
Li and Liu [14] explored the mitigation of the BE in the
supply chain with uncertainties and the vendor order
placement lead time.

In recent years, approaches based on control theory have
been widely applied to mitigate the BE, such as Model
Predictive Control (MPC) approach [15], Internal Model
Control (IMC) approach [16], Proportional plus Integral
Control (PIC) approach [17], and Common Robust Control
(CRC) approach [18]. Among these mitigation approaches,
the MPC approach, the IMC approach, and the PIC ap-
proach cannot implement the switching control, and the
CRC approach can only perform the conventional switching
control but cannot achieve the flexible switching control of
the FRC approach.

Up to now, research on the mitigation of the BE in the
CLSC with uncertainties and lead times has not yet been
found. But, a fuzzy control approach has been applied to
mitigate the BE in uncertain CLSC with hybrid recycling
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channels by Zhang et al. [19]. Therefore, we will follow the
research ideas in [19] to address a control approach for
mitigating the BE of the CLSC with uncertainties and lead
times. The critical contributions of this paper comparing to
[19] are listed as follows.

2.1. Lead Times Are Included in the CLSC Models. There are
the manufacturer’s production lead time and recycling lead
time in the manufacturer’ inventory model; the retailer’s
ordering lead time and the 3PRP’s recycling lead time are,
respectively, considered in the retailer’s inventory model and
in the 3PRP’s inventory model; all lead times are included in
the total operation cost model of the CLSC.

2.2. An Additional Takagi-Sugeno Fuzzy Controller for Lead
Times Is Designed. We will design an additional Takagi-
Sugeno fuzzy negative feedback controller, which is the
product of the inventory feedback gains with lead times and
the inventory variables with lead times.

2.3. A New Fuzzy Control Approach Is Put Forward. We will
put forward a new FRC approach which can effectively
mitigate the BE caused by uncertainties and lead times and
ensure the stability of the CLSC system. LMIs (linear matrix
inequalities) to be solved in this paper are more complex
than those in [19].

3. CLSC Model

3.1. CLSC Model with Uncertainties and Lead Times. As
shown in Figure 1, this paper constructs a CLSC model that
includes a manufacturer, a retailer, a 3PRP, and customers.
Because products recycled by both the manufacturer and the
3PRP are the most effective pattern among hybrid recycling
channels [20], for reverse supply chain in our model, the
manufacturer and the 3PRP simultaneously recycle cus-
tomers’ used products, and the retailer allows customers to
return new products within a certain period of time.

Based on Figure 1, considering the uncertain system
parameters and lead times, we set up the inventory equations
of the CLSC as follows:

X (k+1) = x; (k) + uy (k) +uy (k= 1) + us (k) + uy (k — 13) + (7 + An)x, (k) — u, (k),
x, (k+ 1) = x5 (k) + uy (k) + uy (k= 1,) + (g + Ap)xs (k) — w, (k),

x5 (k+1) = x5 (k) + w, (k) —uz (k) —uy (k) — (u + Ap)x; (k),

2y (k4 1) = 5, (k) + 11y (k) + 1y (k= 7,) — (7 + Ap)x, (k) — 4+ AA)x, (K).

1)
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Manufacturer

Remanufacturing: Production:
uy(k) + us(k = 1y) + ey () | | g (k) + g (k- 7)) | :

Inventory: x, (k)

(k) (k)
: uy(k) l uy(k - 1) Recycling
3PRP

Retailer Uk - 73)

Inventory: x, (k)

Inventory: x,(k)

: X
Disposal : w, (k) l : The retugne:i 1K)
Axy(k) : new products
: uy(k) Customers
uy(k - 1,) Inventory: x;(k)

Ficure 1: CLSC model.

Accordingly, we set up the total cost equation of the
CLSC as follows:

z (k) = (cjy + Acyy)xy (k) + (¢ + Acyp)x, (K) + (cj3 + Acyz) x4 (K)
+(c, + Ac,) [y (k) + uy (k—17)]

¢, + Ac,)[us (k) + us (k= 73) + (1 + An)xy (k)]

Cm + Ac,,) [us (k) + us (k= 15)]

¢+ Ac,) [uy (k) +uy (k—1,)]

+(c,

(i

(et (2)
(Coe + Ay ) (11 + A)xy (K)

(

+(

+(c

+
+
+

+(c, + Ac )(y+Ay)x3(k)

q
+(cg + Acy) (A + A)x, (k)
s+ Acy) [uy (k) + uy (k- 1,)].

Equations (1) and (2) are described by the deviation
values (deviation value = actual value — nominal value).

In addition, based on different inventory statuses, each
node enterprise will design corresponding production

patterns or ordering patterns, which leads to some different
models in different periods. Then, the ith model of the CLSC
can be shown as follows:

4

x(k+1) = (A; + AA)x (k) + (B, + AB)u(k) + ) (B, + AB,, )u(k - 7,) + (B,,; + AB,, )w (k),

e=1

(3)

4
z (k) = (C; + AC))x (k) + (D; + AD,)u (k) + Y (D;, + AD, Ju(k - 7,),

where x* (k) = [x; (k), x, (k), x5 (k), x, (K)], u” (k) = [u; (k),
u, (k), uy (k) uy (K)], u¥(k-1,) = [u,(k-1),u, k-1,
uy (k- 13),uy (k- 7,)], and wh (k) = [w; (k), 0, 0, 0]; A,
denotes the inventory status coefficient matrix; B; denotes
the production, ordering, and recycling coefficient matrix;
B,, denotes the production, ordering, and recycling co-
efficient matrix with lead times; B,; denotes the coefficient
matrix of the customers’ demand; C; denotes the co-
efficient matrix of the inventory cost, the cost of the new

e=1

products returned, the disposal cost, part of remanu-
facturing cost, and part of recycling cost; D; denotes the
coefficient matrix of production cost, ordering cost, part of
remanufacturing cost, and part of recycling cost; D;, de-
notes the coefficient matrix of production cost, ordering
cost, part of remanufacturing cost, and part of recycling
cost with lead times; and AA;, AB;, AB,,, AB,;, AC,;, AD;,
and AD,,, respectively, denote the correspondlng un-
certain matrices.



3.2. Takagi-Sugeno Fuzzy Model of CLSC. In the process of
wide variation of the inventory level, switching activities
will take place among models to maintain a reasonable
inventory level in each node enterprise. In order to ef-
tectively mitigate the BE of the CLSC, we will utilize
Takagi-Sugeno fuzzy systems [21] to implement the

| x(k) =¢@(k), ke{0,1,...,N},

where w (k) € [,[0, 00); @ (k) denotes the initial condition of
the CLSC; x'(k) = [x,(k),x,(k),...,x,(K)]; ul(k)=
[, (k) uy (K), .. ou, ()] w (k—1,) = [u;, (k—1)),u, (k-

9
z (k) = (C; + AC)x (k) + (D; + AD,)u (k) + Y (D,, + AD Ju(k - 7,),

Complexity

flexible switching in the CLSC. Then, Model (3) is
transformed into the following discrete Takagi-Sugeno
fuzzy model:

R;:Ifx, (k)is M1, ..., x; (k) is M;, ..., and x, (k) is M;,
then

g

x(k+1) = (A; + AA))x (k) + (B; + AB;)u (k) + Z (B, + AB, )u(k — 7,) + (B,; + AB,,; )w(k),

e=1

(4)

7).t (k=1,)];  and wl (k) = [w, (k),w, (k), ...,
w, (k)].
By singleton fuzzifier, product inference, and centre-

average defuzzifer, Model (4) can be expressed as follows:

r g
x(k+1) =) h(x(k))- [(A,. +AA)x (k) + (B + AB;Ju(k) + ) (B, + AB, Ju(k - 7,) + (B, + ABwi)w(k)],
e=1

i=1

(5)

r g
z(k) = Z h; (x(k)) - [(Ci + AC,)x(k) + (D; + AD,)u (k) +Z (D,, + AD)u(k - 7,) |,
e=1

i=1

where 'hi (x(k)) = p; x (k)Y p; (x(k)) and  y; (x(k)) =
H;’=1M’j(xj(k)); since y;(x(k)) >0, we have h;(x(k))=>0
and Y_, h; (x(k)) = 1. In the following expressions, x (k) will
be elided from h; (x(k)) for simplicity.

Because of the existence of the membership degree
function in Model (5), the flexible switching can be realized
among the models of the CLSC.

4. Mitigation of BE

4.1. Measurement of BE. We use the following parameter y to
represent the mitigation degree of BE:

[total cost of CLSC||,

; <.
” customers demand"2

(6)

From the inequality above, we know that the mitigation
degree of BE depends on the size of the total cost of the CLSC
and the size of the customers’ demand. The lower y is, the
smaller BE is.

4.2. FRC Approach. We introduce known constant matrices
Hy;, Hy;, By By B Egyps Egyys Ly, and O, and time-
varying uncertain matrices F,; (k) and F,; (k) to describe the
uncertain parameters in the CLSC; Fy; (k), and F,; (k) are
Lebesgue-measurable and satisfy FE (k)F,;(k)<I and

F1. (k)F,; (k) <L Then, we represent the uncertain parameter
matrices in Model (5) as follows:

[AA;, AB, AB,;, AB;;, ..., AB,, ..., AB,]

= H;F); (k) [E11i>E12i’ EppLyp s Lep oo Lgi]§ )
[AC;, AD;, AD;, ..., AD,,...,AD,]

= H,;Fy; (k) [y, Epys Oyio -, Ogis ., O, .

For the fuzzy CLSC system in Model (5), we design the
Takagi-Sugeno fuzzy controller as follows.
Controller rule K':

If x, (k) is M. x; (k) is M;, ..., and x,, (k) is Mil,
then
u (k) = -K;x (k), i=1,2,...,1, ()
u(k-1,)=-Kx(k-1,), e=12,...,9,

where K; is the inventory feedback gain matrix and K, is the
inventory feedback gain matrix with lead times. Furthermore,
we can obtain the following overall model of Model (8):

u(k) = - Z hKx(k),
i=1 r 9)
u(k - Te) == Z hiKieX(k - Te)'
i=1
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Therefore, introducing Controller (9) into Model (5), we
have

x(k+1) = ZZhth[(A BK;)x (k) - ZBleKjexk T)+§wiw(k):|,

i=1 j=1

(10)

z(k) =) Y hh; [(c DK, )x (k) - ZD,e joX (k—-re)].
e=1

i=1 j=1

where A;=A;+AA;, B,=B,+AB, B, =B, +AB,
B, =B, +AB,, C,=C;+AC,
Die = Die + ADie'

For the further analysis, we introduce the following
Definitions, Property, and Lemma.

ie>

ﬁi:D +AD and

Definition 1 (see [22]). A cluster of fuzzy sets {F”’

=1,2,...,q;} are said to be a standard fuzzy partition in the
universe X if each F7' is a normal fuzzy set and F7'(m =
1,2,...,q;) are full-overlapped in the universe X. g; is said to
be the number of fuzzy partitions of the jth input variable on X.

Definition 2 (see [22]). For a given fuzzy system, an over-
lapped-rule group (ORG) with the largest amount of rules is
said to be a maximal overlapped-rule group (MORG).

Definition 3 (see [23]). Given a scalar y>0, discrete
switched system (10) is said to be robustly stable with the
disturbance attenuation level y constraint under the H,
norm if the following conditions are satisfied:

(1) When w(k) = 0, System (10) is asymptotically stable
(2) When w(k)#0, under the condition of the initial
value of zero, any uncertain customers’ demand

meets [z (K)[; < ylw (k)3

Property 1 (see [22]). If the input variables of a fuzzy system
adopt standard fuzzy partitions, then all the rules in an ORG
must be included in a MORG.

Lemma 1 (see [24]). For any real matrices X,-j (1<i,j<r)
and P>0 with appropriate dimensions, the following in-
equality holds:

hihoh XiPXp < 3 il XpPX, (11)

i=1 j=1 p=1g=1 i=1 j=1

ZZhhth PX,,

The FRC approach for the CLSC system will be presented
in the following Theorem 1.

x(k+1) =

i€eL; jeL,

z (k) = Z z hlh]|:N1]x(k) ZDze jecX ):|’

ieL; jeL,

z Z hihj|:Mijx(k) ZBze )ec

Theorem 1. System (10) with a certain y and fuzzy sets of
inventories satisfying standard fuzzy partitions is robustly
asymptotically stable if local common positive definite ma-
trices P, and Q,. can be found in the following inequalities:

P o+ %
M,’i _PEI * < 0, i € IC’ (12)
N, 0 -IJ
4P % %]
21\717 -P' s <0, i<jijel, (13)
2N, 0 -I
where
g
pc — Z Qec * %
_ e=1
P= — >
0 Q =+
0 0 I
. o 14
= M,.j + Mﬂ (1
Ml] = 2 >
Q= diag{ Q.. Q.. Q. }
— N, +N,
Nij =1 2 ﬂ.

Proof. Suppose there are f ORGs in System (10), v, (d =
., f) denotes the operating region of the dth ORG and
L, = {the rule numbers involved in the dth ORG}.

(1) The first part of the proof:

For x(k) and x(k + 1) in the same ORG, we express
the local model of the dth ORG as follows:

-1,) +Bw,~w(k)],
(15)
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where M;; = A, - EinC, N;; = C - ﬁinc, and K,
denotes the state feedback gain matrix with lead

x(k+1) =) > hhM,x(k),

imes in the cth MORG o (16)
times in the ct - . 2 (k) = Z z hih-ﬁ,-i(k),
Furthermore, Model (15) is described further as ieL, jel, 7
follows:
where
M; = [M,;,-B,K,,,...,~B,K,,...,-B, K, ,B,],
N, =[N;;,-D;K;,,,...,-D; K, ...,-D, K, 0], (17)
T
x(k) = [x(k),x(k-1)),...,x(k-1,),....x(k-1,),w(k)] .
For System (16), a Lyapunov function is defined as Then, based on Lemma 1, we obtain the following
follows: AV 4 (x(k)):
9 k-1
Vix(k)=x (Px(k)+) Y x (HQ.x(H.  (18)
e=1¢=k-1,
AV 4 (x(k)) = V4 (x(k+1)) -V, (x(k))
g
=x' (k+DPx(k+1)-x (KPx(k)+ Y [x' (K)Qux(k)-x' (k-7,)Q.x(k-1,)]
e=1
=Y Y kb Y Y k[ OMPM R (K) - X" (Px(K)
i€eL, jeL, peL,; qely
g
+ ) [ ()Qex(k) - x" (k- 7,)Qx(k - 7,)]
e=1
(19)

_ ZL j; By Y Y hphgx" (0 MM, ~ P )X (k)
tely jely

peL,; qely

M‘“’) - F:|i(k)

J— J— T J—
ST T ¥ | () (M

ieL, jeL, peL, qely

SDIDNIDIDW R ELCIST AT SN0

ieL, jeL, peL, qel,

< Y Y ks (0 M M, - PR (K)

i€eL; jeL,
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where
g
P, - Z Q. * *
F — e=1 ~ ,
0 Q =
0 00
— M, +M (20)

Then, AV ;(x(k)) is described further as
AV (x(k)< Y K" (k)[M”PCM” ]i(k)
i=jiely
_ 21
2 Z " [ M P, - B |x (0, =
i<j

For w(k)#0, the H_, performance index function is
expressed as follows:

N-1
Ji= Y [ (0z(k) - y*w!

k=0

(kyw (k). (22)

J, can be expressed further as

N-

L

> [2" (002 () = VW (Rw (k) + AV, ()] = Vi (x (V)

Z?r-
O

< Y [ (z(k) - y*w" (K)w (k) + AV 4 (x (k)]

N

P
I
=}

(23)

After Inequality (21) is introduced into (23), we have

N-1 —
] z{ Z hziT(k)[ ii c tt_ﬁ+ﬁ§ﬁiij|i(k)}

k=0 | i=jji€ely

N-1

=T = = =T—=
#2341 Y hhE (0[MPM, - P+ NN, R0 1
k=0 | i<jieLy
ely
(24)
where
g
Pc_zQec * X
f: e=1
0 Q- (25)
0 0 1
= N;+N;
Nij: ) .

By the Schur complement, we have MZPCM& -P+
N.N, <0 and I\TII-TJ-PCI\TI,.]» -P+ ﬁ?jﬁj <0 which are
equivalent to Inequalities (12) and (13), then J, <0
holds, i.e., z" (k)z (k) < y*wT (k)w (k); furthermore, if
let N — +o0o, llz(k)|} <y*Iw (k)| holds. There-
fore, CLSC system (16) is asymptotically stable under
w(k)#0.
If w(k) =0, Inequality (21) can be expressed as
AV (x(k)< Y R (k)[MUPCM - P]x(k)

i=jieL,

:T pr— =
£2 Y hh (k)[MijPCMij - P]i(k).
<]
ieLy.jeLy

(26)
Based on Inequalities (12) and (13), we have
M'PM,-P<0 and M. P.M,; ~P<0, and then

i~ c 1] c
AV, (x(k)) <0 can be obtalned Therefore, CLSC
system (16) is robustly asymptotically stable under
w(k)=0
(2) The second part of the proof:
For x(k) and x (k + 1) in the different ORGs, we first
construct the following characteristic function in any
ORG:
1, X(k) €V,
4=

0, x(k)¢wvy, (27)

f
Sa,-
d=1

Then, the overall system of local system (16) can be
expressed as

x(k+1) = ZAd[Z > hhM, x(k)]

, i€l jeLy (28)
z(k) = ZAd[Z D hihjﬁiji(k)].
d=1 i€L, jeL,

After P, = 25:1)Ldpc and Q,,,, = ZgZIAdQeC are de-
fined, we present the following Lyapunov function:

g k-1
Vx(k) =x" (P,x()+ ) Y x (£)Qux(d)

e=1¢=k-7,
f g k-1 f
= xT(k)<Z AdPC>x(k + Y xT(5)<Z )LdQec>x(E)
d=1 e=1¢=k-1, d=1
f g k-l
= Aa|x" (P x (k) + ) xT(f)Qecx(f)]
d=1 e=1¢=k-1,
f
=D AaVa(x (k).
d=1
(29)
N 1

For w (k) #0 in System (28), considering J, =
(2T (k)z (k) - y*wT (k)w (K)], we know J, = kN:()l
Zﬁzl/\d (2T (k)z (k) - y*WwT (k)w(k)]. In the same



way, we have ], <0, i.e., z! (k)z (k) < y*w! (k)w (k); if
let N— +00, llz(k)|?<y*Iw(k)l5 can be ob-
tained. Therefore, System (28) is asymptotically
stable under w(k) #0.

For w(k) = 0 in System (28), we have

AV (x(k)) =V (x(k + 1)) - V (x(k))

f /
Y AV (x(k+1) = Y AV, (x(k)
1 d=1

d

1]
M=

Aa[Va(x(k+1) - V4 (x(k)]

d=1
f
= > AV, (x(k)) <0.
d=1
(30)
- g
-P.+ Z Q.. = * *
e=1
0 —Q * *
0 0 —I x
Q, -Q; B, -I+¢H;H]
Q, -Q, 0 0
Al _AS E13i 0
LA, -A, 0 0
r g
—4P, +4) Q, x * x %
e=1
0 -4Q * * %
0 0 4T = =
Q5 -Q; By, +B,; Ay x
Q Qs 0 0 Ay
As —A; E3; 0O 0 -
Ag -A, 0 0 o
A, ~Ay  Eys 00
I Ag Ay 0 0 0
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Therefore, System (28) under w(k) =0 is asymp-
totically stable in any ORG.

From Proposition 1, CLSC system (10) is robustly
asymptotically stable if P, and Q,. can be solved in
Inequalities (12) and (13) Q.E.D.

In order for Inequalities (12) and (13) to be easily
solvable LMIs, we transform Theorem 1 into the
following Theorem 2. O

Theorem 2. System (10) with a certain y and fuzzy sets of
inventories satisfying standard fuzzy partitions is robustly
asymptotically stable if local common positive definite ma-
trices P. and Q. matrices K, K., K, and K., and

ic> je? iec?
constants &;.>0 and €;. >0 can be found in the following

Inequalities (31) and (32):

* * *
* * *
* * %
<0, i€l, (31)
* * *
I T
-I+¢;HH), = *
0 —&icl  *
0 0 —¢; Il
* * * *
* * * *
* * * *
% * % %
<0, i<j,i,jel, (32)
% * % %
sich % * *
0 eijcl * *
0 0 —;l =
0 0 0 —¢;l]
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where
Q= diag{Qlc, e Qo s Qgc},

Q, =A;-BK,,

Q, =C;-DK,,

Q3 =B Ko, .. BiKipes - - - Big ige>

Q= [DilKilc’ oo D Kigs DigKigc]’

Qs =A,; - Binc + Aj - B]-Kic,

Q¢ =C,-DK, +C;-DK,,

Q, =[B,K;,, + B;K;y,,..., B, K. + B, Ky, ..., B, K; ). + B, K, |,

Qg =[D; K, +D; Ky, ..., D K. + D, K, ..., D K + DK |,

Ay = Epy; - EjpK,

A, = By — EpiKy, (33)

Ay =LK - LKoo - LKy |,

Ay = [OliKilc’ > 0K

iec?

A; =E;; —E;pK

je
Ag = Eyy; - E22inc’
A; = Ellj - EleKic’
Ag = E21j - EZZjKic’

Ay =[L, K

1Ko - LK, L

ej > jec>

Ay =[0, Ky, ., O, K;

ejr>jec> *
T
Ay =1+ HHy; + ¢, H H

Ay =-T+eg

Proof. Theorem 2 can be proved in the same idea as The-
orem 1. Therefore, the proof process of Theorem 2 is not
shown. Q.E.D. O

5. Simulation Analysis

We choose a type of television CLSC composed of a tele-
vision manufacturer, a television retailer, and a 3PRP as the
simulation object to evaluate the mitigation effect of the BE
under the FRC approach proposed in Section 4.

The television manufacturer’s fuzzy membership func-
tions and the television retailer’s fuzzy membership func-
tions are shown in Figure 2. In Figure 2, both F; (x; (k)) and
F5 (x, (k)) satisfy the conditions of standard fuzzy partition.
We set M} = M? = F}, M} = M} = F;, M; = M, = F;, and
M3 =M; =F3.

From Figure 2, we know there are 4 fuzzy rules included
in one MORG called S. Referring to the product-design
strategies in [25], we apply 4 fuzzy rules to describe the
manufacturer’s production patterns and the retailer’s or-
dering patterns for the different inventory levels as follows:

0 0,K

gJ'K

> Oy

T
15>

T T
H,Hy; + ¢, H,;Hy;.

i)

J’gf]’

Kng]’

R;: the television manufacturer produces new tele-
visions and remanufactures recycled televisions si-
multaneously. The television retailer allows return of
new televisions and orders new televisions
simultaneously.

R,: the television manufacturer produces new televi-
sions and remanufactures recycled televisions simul-
taneously. The television retailer only allows return of
new televisions.

R;: the television manufacturer only remanufactures
recycled televisions. The television retailer only allows
return of new televisions.

R,: the television manufacturer only remanufactures
recycled televisions. The television retailer allows
return of new televisions and orders new televisions
simultaneously.

Therefore, under the different rules, the uncertain CLSC
model with hybrid recycling channels and lead times can be
expressed as follows:
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R;:

z (k)

R,:

z(k) =

R;:

z(k) =

Complexity

R, R, R3 Rs

R, R, Ry R,
S

. T R Ref Ry

R §R1 R4§ R,

D, D : o
(]m t D, max xl(k)

Fi Ff

Y Fix ()

FIGURE 2: Fuzzy membership functions.

x (k+1) = x, (k) + uy (k) +uy (k= 17) + uy (k) + us (k= 73) + (1 + An)xy (k) — uy (k),
%, (k+ 1) = x5 (k) + 1y (k) + u, (k= 15) + (4 + Ap)xs (k) — w, (k),

x5 (k+1) = x5 (k) + w; (k) — uz (k) —uy (k) — (u + Aw)x; (k),

g (k4 1) =, (k) + 1y (k) +uy (k= 73) — (1 + Ay () = (L + AV, (K),

= (e + Deyy)xy (k) + (e + Acyp)x, (k)

+ (cp3 + Acyz)x, (k) + (¢, + Ac,y) [uy (K) + uy (k= 11)]
¢, + Ac,)[us (k) + uy (k= 73) + (7 + An)x, (k)]
Cm + Ac,y) [us (k) + us (k= 13)] + (¢, + Acy) [uy (k) +uy (k- 7,)]
+ ACye) (17 + Ay () +(cy + Acy) (i + A (k)
cq+ Acy) A+ AN)x, (k) + (¢, + Acy) [uy (k) + uy (k- 15)],
xp(k+1) = x, (k) +uy (k) +uy (k= 11) + us (k) + us (k= 13) + (n + Apxy (k)
X, (k+1) = x, (k) + (4 + Ap)xs (k) — wy (k),
x5 (k+ 1) = x5 (k) + wy (k) — uy (k) —uy (k) — (u + Ap)x; (k),
xg(k+1) = x, (k) +uy (k) +uy (k—1,) = (1 + Ap)xy (k) = (A + A)x, (K),
(e + Acyy )xy (k) + (e + Acyp)xy (k) + (43 + Acyz)x, (k)
+ (¢, + Ac,) [uy (k) + 1y (k= 17)] + (¢, + Ac,) [tz (k) + uy (k= 13) + (7 + Ap)xy (k)]
+(Cp + Acy,) [z (k) +uz (k= 73)] + (¢ + Ac,) [ug (K) + uy (k= 74)] + (e + Acyy) (7 + Anp)xy (K)
+(cy+ Acy) (1 + Aw)xy (k) + (cq + Acg) (A + Ab)x, (),
xy (k+1) = x, (k) + us (k) + uy (k= 73) + (7 + Ap)x, (k),
%y (k+1) = %, (k) + (4 + D)xs (K) — w, (K),
x5 (k+1) = x5 (k) + w; (k) — u3 (k) —uy (k) — (u + Aw)x; (k),
x4 (k+1) = x4 (k) + uy (k) +uy (k= 14) = (7 + Ap)xy (k) = (A + A)xy (k),
(cpy + Aepy)xy (k) + (cpp + Acyy)xy (k) + (cs + Acyz)x, ()
+ (¢, + Ac,) [us (k) + uz (k= 73) + (n + Ap)xy (k)]
+(cp + Acy,) [tz (k) + uz (k= 13)] + (¢, + Ac,) [y (k) + uy (k- 74)]
+ (Co + D) (1 + A)xy (k) +(c, + Acy ) (u + Ap)xs (K)
+(cg + Acy) A+ A)xy (k),
xq (k+1) = x; (k) + uz (k) + uy (k — 73) + (7 + Ap)xy (k) — u, (k),
%, (k+1) = x5 (k) + uy (k) + uy (k= 1) + (u + Ap)xs (k) — w, (k),
x5 (k+1) = x5 (k) + w; (k) — u3 (k) —uy (k) — (u + Aw)x; (k),
x4 (k+1) = x, (k) + uy (k) +uy (k= 14) = (7 + Apxy (k) = (A + A)x, (k).

+(
+ (e
+ (Gt
+(
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z (k) = (cp + Acpy)xy (k) + (cpp + Acyy) %5 (k) + (cp3 + Acyz) x4 (K)
+(c, + Ac,) [us (k) + uy (k= 73) + (7 + Anp)xy (k)]
+ (¢ + Ac,,) [z (k) + 1y (k= 75)] + (¢, + Ac,) [uy (k) + uy (k- 7,)]
+ (e + Acyy) (1 + An)xy (K)
+ (cq + Acq) (¢ + Ap)xs (k) + (cq + Acy) (A + Ad)x, (k)
+ (¢ + Acy) [uy (k) + uy (k= 15)] (34)

Furthermore, the fuzzy CLSC model can be obtained as
follows:

R;: If x, is M} and x, is M}, then

4
x(k+1)=h, [(Al +AA)x(k) + (B, + ABy )u(k) + Z (B, + AB )u(k-1,) + (B, + ABwl)w(k):|,

e=1
(35)
4
z(k)=h, [(c1 + AC,)x (k) + (Dy + AD,)u(k) + Y (D, + AD,,)u (k - re):|.
e=1
Ry: If x, is M? and x, is M3, then
4
x(k+1)=h, [(A2 +AA,)x(k) + (B, + AB,)u(k) + Z (B, + AB, )u(k—17,) + (B, + Asz)w(k)],
L (36)
z(k) = h, [(c2 +AC,)x (k) + (D, + AD,)u (k) + ) (D,, + AD,, )u (k - Te):|.
e=1
Ry: If x, is M3 and x, is M3, then
4
x(k+1)=h, [(A3 + AA;)x(k) + (B; + AB3)u(k) + Z (B;, + AB )u(k—17,) + (By; + ABw3)w(k)],
L (37)
z(k) = h, [(c3 +AC;)x (k) + (Dy + AD3)u (k) + ) (Dy, + ADy, )u (k - Te):|.
e=1
R,: If x, is M} and x, is M3, then
4
x(k+1)=h, [(A4 +AA)x (k) + (B, + ABu(k) + Z (By + ABy )u(k—17,) + (B, + ABw4)w(k)],
L (38)
z(k) = h, [(04 +AC,)x (k) + (D, + AD,)u(k) + ) (D, + AD, )u (k - Te)].
e=1
According to the Takagi-Sugeno fuzzy models mentioned K': If x, (k) is M’ and x, (k) is M, then
above, we design the following fuzzy feedback controller.
4
u(k) = - ) hKyx(k),
i=1
4
u(k-7)=- Z hiKiyx (k - 71),
121
qulk-1)= *ZhiKizlx(k*Tz)’ (39)
i=1
4
u(k-1;) =~ Z hKisx (k - 73),
i=1
4
u(k-1,)=- Z hiKix (k = 74).
i=1




12 Complexity

Considering the actual operation situation of the tele-

C =C,=C,=C,=|¢,; ¢ C, Cpz +1c, +nc,.. +Acy|,
vision CLSC, we set D,,, = 120, D,,, = 160, D, = 110, and 1=C;=Cy=Cy=[Cun G Heq G +11cr + ey +Acy

D,, =155 (x10° sets); c;; =0.015, ¢, =0.020, c;; =0.015, D, =[c, ¢, ¢, +¢, ¢
¢, =0.150, ¢,=0.005, c,,=0.100, c,,=0.100, c,=0.095,
¢;=0.020, ¢;=0.007, ¢,;=0180 (x10° Yuan); =098, D,=[c, 0 ¢, +c, ¢,
u=0.01, and A = 0.02.
10 0 098 Dy=[00 ¢ +cp <]
A=A =A,=A, = 0 1001 0 , D, =[0 ¢ ¢, +¢, ¢
0009 0
00 0 0 D, =Dy =[c, 00 0],
1 -1 1 0
01 0 O D, =D, =[000 0],
Bi=lo 0o 11}
(00 0 1 D,=D,=[0¢ 00],
1o 1 07
00 0 0 Dy, =D;, =[0 0 0 0],
B=loo -1} D,,=Dy =Dy, =D, =[00 ¢, +c, 0]
00 0 1 13 23 33 43 r m 4
[00 1 07 D, =Dy =D3; =Dy =[000 ¢,
000 0
Bs=100 -1 21/ 00 0 002
00 0 1] E11i=00 002 0 |
0 -1 1 0 00 -002 0
s o1 00 00 0 -003
4 = >
00 -1-1 Ejy =E;3; =0,
[0 0 0 1
(100 07 Li=L;=L;=1; =0
0000
Bu=Bu=| 000l E,;; =[0.004 0.004 0.002 0.007],
L0 00 0. E,,, =[0.003 0.002 0.015 0.015],
7000 07
0000 E,,, =[0.003 0 0.015 0.015],
B; =By = ooo0olf
0000 E); =[0 0 0.015 0.015],
(000 07 E,, =[0 0.002 0.015 0.015],
B. _p. _|0100
2=Bo=1.000f 0,,=0,, =[0.001 0 0 0],
L0000
000 0 031:041:[0000]’
. |oo0o00 0,=04,=[0 0002 0 0],
B22_B32_ 0000 >
LO 0 0 0. 0, =03, =[0000],
00107 0,,=0,=0;,=0,;=[0 0 0.002 0],
0000
B13_B23_B33_B43_ 0000’ O _O _O _O —
14 — ~24 — V34 T 44_[00 0 0'001]’
L0 00 0l
ro 0007 H1i=0.1,
0000
= =B, = = H) =0.2,
B, =By =B, =By 0000l 2i
LO OO 1. F,; = F, =sin(k),
0 000
-1000 (i=1,2,3,4),
BwlszZ_Bw3_Bw4_ 1 000 > )):05
0 000

(40) (41)
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FIGURE 3: Simulation diagram of the inventories under CRC (unit: x10° sets).
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FIGURE 4: Simulation diagram of the control variables under CRC (unit: x10° sets).

The FRC approach proposed in Section 4 can guarantee  following results, which meet Conditions (31) and (32) in
the television CLSC system to be robustly stable after the ~ Theorem 2, are obtained.

121.8898 0.0028  0.1511  0.1485
0.0028 122.7989 0.0013 -0.0113

e
I

0.1511  0.0013 121.8829 0.1509

0.1485 -0.0113 0.1509 121.8811
(42)
24.3455 —-0.0000 -0.0006 -0.0006

—0.0000 24.3419 -0.0000 0.0000
Q11 = Q21 = Q31 = Q41 = >
—0.0006 —0.0000 24.3455 -0.0006

—0.0006 0.0000 -0.0006 24.3455
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FIGURE 5: Simulation diagram of the total cost under CRC (unit: x10° Yuan).
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FIGURE 6: Simulation diagram of the inventories under FRC (unit: x10° sets).
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Then, we will perform the simulation tests to compare
the mitigation effect of the BE between the proposed FRC
approach and the CRC approach. Set the initial values as
follows: x; (0) = 14, x,(0) =12, x5(0) =8, and x,(0) =6
(unit: x10° sets). Set the nominal values as follows:
X, =155, X, =140, X, = 120, and ¥, = 80 (unit: x10°
sets); u, = 130, ©, = 120, &3 =50, and , = 70 (unit:
x10? sets); we let 7, = 7, = 73 = 7, = 4 (unit: day), and the
customers’ demand meets the normal distribution
N (6,0.3%). Then, the simulation results are shown in
Figures 3-8, in which Figures 3-5 are the simulation dia-
grams under CRC, and Figures 6-8 are the simulation di-
agrams under FRC.

As shown in Figures 3-5, by utilizing the CRC approach
to mitigate the BE of the uncertain CLSC with hybrid
recycling channels and lead times, there are larger fluctu-
ations for the variables of the CLSC system, which result in
the worse mitigation level of the BE and the higher total cost
of the CLSC. On the contrary, it can be seen from Figures
6-8 that the FRC approach proposed in this paper can
mitigate the BE more effectively and make the CLSC system
to be robustly stable. Also, the fluctuation ranges of all
variables under the FRC approach are less that those under
the CRC approach. Especially, compared with the CRC
approach, the FRC approach realizes the total cost of the
CLSC system in the stable and lower levels. Therefore, for the
mitigation of the BE caused by uncertainties and lead times,
the FRC approach proposed in this paper can more effec-
tively guarantee the interests of enterprises in the supply
chain and ensure the long-term and stable development of
the CLSC.

6. Conclusions

BE is a universal phenomenon in the operation process of
the supply chain system. Therefore, the mitigation of the BE
has become one of the most focused and urgent issues for
enterprises in the supply chain. In this paper, we have set up
an uncertain model of the CLSC with hybrid recycling

5 6 7 8 9
Period k (day)

10

total cost under FRC (unit: x10° Yuan).

channels and lead times. To implement the flexible switching
in the CLSC system, the aforementioned model is trans-
formed into a CLSC fuzzy model. Then, the manufacturer’s
production patterns and the retailer’s ordering patterns are
put forward according to their respective inventory levels. A
new FRC approach is proposed to mitigate the BE of the
uncertain CLSC with lead times. Simulation results show
that this approach can effectively mitigate the impacts of
uncertainties and lead times on the BE of the CLSC and
guarantee the CLSC system in a robust stable state, which
will reduce the loss of the CLSC caused by the BE. It is
known from this paper and [19] that the FRC approach is an
effective approach to mitigate the BE and can improve the
mitigation effect of the CRC approach. For the future re-
search directions, one is how to coordinate the cost sharing
among the manufacturer, the retailer, and the 3PRP; another
is that the FRC approach is combined with other approaches
to more effectively mitigate the BE.

Abbreviations

x, (k):

Manufacturer’s inventory at period k

x, (k): Retailer’s inventory at period k

x5 (k): Customers’ inventory at period k

x4 (k): 3PRP’s inventory at period k

u, (k): Manufacturer’s production variable at period k

u, (k): Retailer’s ordering variable at period k

uy (k): Manufacturer’s used products recycling
variable at period k

uy (k): 3PRP’s used products recycling variable at
period k

w, (k): Customers’ demand at period k

T Manufacturer’s production lead time

T, Retailer’s ordering lead time

Ts: Lead time of the used products recycled by the
manufacturer

Ty Lead time of the used products recycled by
3PRP

n: Remanufacturing rate
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Ay: Uncertainty of #

w: Return rate of the new products

Auy: Uncertainty of u

A: Disposal rate

AL: Uncertainty of A 0<#, 4, A<1, n+A=1

z (k): Total cost of the CLSC at period k

Chp Manufacturer’s unit inventory cost

Acy;: Uncertainty of ¢,

Chp Retailer’s unit inventory cost

Acyy: Uncertainty of ¢y,

Chat 3PRP’s unit inventory cost

Acys: Uncertainty of ¢,;

Cpt Unit production cost of the new product

Ac,;: Uncertainty of ¢,

c,: Unit remanufacturing cost

Ac,: Uncertainty of ¢,

Cppt Unit recycling cost from customers to the
manufacturer

Ac,,: Uncertainty of ¢,

[ Unit recycling cost from customers to 3PRP

Ac,: Uncertainty of c,

Cont' Unit recycling cost from 3PRP to the
manufacturer

Ac,,,: Uncertainty of c,,,

o Unit return cost

Acy: Uncertainty of ¢,

cg Unit disposal cost

Acy: Uncertainty of ¢,

g Retailer’s unit ordering cost

Acy: Uncertainty of

R;: The ith fuzzy rule, i =1,2,...,r

r: The number of fuzzy rules

M’J The fuzzy set, j=1,2,...,n

T, The eth lead time, e =1,2,...,g

g The number of lead times

n: The number of node enterprises

M’] (x; (k)): The grade of membership of x; (k) in the fuzzy
set M.

u; (x(k)):  The membership degree of the ith rule

-1,: ¢, [0, 00) norm

G.: The cth MORG, c=1,2,... >H7:1 (m;-1)

I: The set of the rule numbers in G,

mj: The number of the fuzzy partitions of the jth
input variable

F! (x,(k)): 'The fuzzy partitions of x, (k), t = 1,2

F5 (x,(k)): The fuzzy partitions of x, (k), s = 1,2

Dy, Television manufacturer’s safe inventory

D, Television manufacturer’s expected inventory

D, s Television manufacturer’s maximum inventory

Dy, Television retailer’s safe inventory

D,,: Television retailer’s expected inventory

D, Television retailer’s maximum inventory.
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In this paper, a robust finite-time fault-tolerant control (FTC) scheme is developed for uncertain linear systems in the presence of
actuator faults. Since the system uncertainties and actuator faults are unknown, the controller parameters are updated online by
the adaptive laws without the need for fault detection and isolation. It is proved that the proposed state-feedback model reference
adaptive finite-time FTC scheme can guarantee that the tracking error converges to a small neighborhood of the origin in finite
time. An application example for an aircraft lateral-directional dynamic system is presented to show the effectiveness of the

proposed control scheme.

1. Introduction

In a practical system, e.g., networked control system and
flight control system, the actuator component usually suffers
from a partial loss of effectiveness (LOE) or even a total loss
of control (LOC) due to the increasing complexity of system
itself and operating environment [1-5]. See for example, the
rudder of an aircraft may experience a loss of gain in the
control channel or be stuck in a fixed position. Such actuator
faults may degrade the system performance, cause system
instability, and even lead to catastrophic accidents. In order
to improve system reliability and security, it is significantly
important to consider the fault-tolerant control (FTC)
problem. Numerous FTC strategies have been proposed
which can be classified into two main types: (1) passive
method and (2) active one. Passive FTC is actually a robust
scheme by designing a fixed controller which ensures the
closed-loop system be insensitive to specific preconsidered
faults, see for example [6-9]. Unlike the passive control
method, the active FTC method can guarantee the stability
of the entire closed-loop system by adjusting the parameters
or structure of the controller corresponding to the occurred
fault. Therefore, compared with the passive control method,
the active method is more flexible and practical. Fault

detection and diagnosis (FDD) can provide fault in-
formation, for example, a sliding mode observer was de-
veloped in [10] for detecting and reconstructing actuator and
sensor faults. Several active FTC methods based on FDD
have been proposed in literatures, such as switching-based
design [11], sliding mode control-based design [12, 13],
pseudo-inverse approach [14], and model predictive con-
trol-based design [15]. It is noted that the performance of
these active methods depends heavily on the accuracy of
FDD.

On the contrary, adaptive FTC which is a kind of robust
technique and a main class of active FTC has been widely
used due to its flexibility and diversity in design and its
ability to handle unknown actuator faults without the need
for FDD modules [16-28]. By considering that the stuck
fault is bounded, a robust adaptive FTC scheme was pro-
posed for uncertain linear systems in [16]. In [17], a direct
adaptive control scheme was designed to compensate for
spacecraft systems with multiple actuator faults and inertia
matrix uncertainties. A robust adaptive control strategy
based on the generalized restricted potential function was
proposed for linear systems in [18] to achieve the desired
tracking error norm bound. By employing the adaptive
backstepping technique, an adaptive control strategy was
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presented to deal with stochastic LOE faults for half-car
active suspension systems in [19]. In [20, 21], two adaptive
fault-tolerant controllers were developed with LOC faults
only. By designing the auxiliary systems, the fault-tolerant
constrained controllers were designed to achieve FT'C in the
presence of input amplitude saturation in [22, 23]. More-
over, as a promising adaptive control method, model ref-
erence adaptive control (MRAC) has been widely applied to
guarantee the desired tracking performance and handle
unknown actuator faults and system uncertainties. In
[29, 30], state-feedback FTC schemes were presented to
ensure the plant state asymptotically tracks the reference
model state, and in [31, 32], output tracking property was
guaranteed by designing state-feedback MRAC schemes.

It is noted that the aforementioned control laws only
guarantee the asymptotic stability of the system, that is,
they only promise the stability of infinite time. However, in
practice, we expect the desired system performance to be
achieved in a finite time. For example, the actual attitude of
the aircraft must recover the desired attitude within a finite
time once fault occurring. Since finite-time control has a
faster convergence rate, better robustness against un-
certainties and disturbances, it has drawn a lot of attention.
Therefore, designing a finite-time FTC scheme is of great
significance. In [33-38], the issues of finite-time stability
were investigated for fault-free cases. Two finite-time
command filtered backstepping-based controllers were
proposed in [33, 34], which guarantee the finite-time
tracking property. In order to solve the problem of finite-
time FTC, a number of control schemes have been de-
veloped in [39-41] and applied to spacecraft attitude
control. In [39], a finite-time attitude controller was
designed based on sliding mode control technology. A
finite-time terminal sliding mode controller was proposed
in [40] by using the reconstruction information of the
adaptive terminal sliding mode observer. It is worth
mentioning that the designed controllers in [36, 39, 40]
contain the sign functions, which may cause the undesired
controller chattering problem. Therefore, it is more valu-
able to design the chattering-free finite-time FTC scheme.
In addition, due to the inevitable existence of uncertainties,
it is necessary and a key challenge to develop control
strategies for uncertain systems. In [42], a robust adaptive
hierarchical insensitive tracking controller was designed
for linear systems with uncertainties in the system and
input matrices.

Motivated by the above discussion, this paper will study
the finite-time tracking control of uncertain linear systems
with unknown actuator faults. The main contributions are
given as follows:

(1) A robust model reference adaptive fault-tolerant
tracking control scheme with finite-time conver-
gence property for linear systems is developed to
compensate for time-varying system matrix un-
certainty and unknown actuator faults without re-
quiring fault detection and isolation

(2) The unknown parameters caused by system un-
certainty and actuator faults can be estimated by the
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designed tracking error-driven adaptive laws, which
promises the adaptivity of the proposed controller

(3) The proposed control law is chattering-free, which is
more practical for engineering applications

The rest of this paper is organized as follows. In Section 2,
the problem to be addressed is formulated and some pre-
liminaries are introduced. A robust adaptive finite-time FTC
scheme is developed in Section 3. In Section 4, an application
to an aircraft lateral-directional dynamic system is presented
to illustrate the effectiveness of the proposed scheme. Finally,
the conclusion is given in Section 5.

Notations. R" represents the n-dimensional Euclidean
space, while R™" refers to the set of all n X m real matrices.
x € R" denotes that x is an n-dimensional vector, and
x € R™™ means that x is an 7 X m matrix. || - || denotes the
Euclidean norm of a vector or matrix. The superscript “T”
stands for matrix transposition. diagf{. . .} represents a block-
diagonal matrix. A_;, () and A, (-) denote the minimum
and maximum eigenvalues of a matrix, respectively. I,,
stands for the m-dimensional identity matrix.

2. Preliminaries and Problem Statement

2.1. Preliminaries.

Definition 1 (see [43]). Consider an autonomous dynamic
system:

x = f(x),

£(0) =0, (1)

where f : U,——R" is continuous on an open neighborhood
U, of the origin. The equilibrium x =0 of the system is
uniformly finite-time stable if it is uniformly Lyapunov
stable and for any initial condition x, € U where U c U,,, if
there is a settling time function T': Ur— (0, 00), such that
every solution x (t, x,)) of system (1) satisfies x (t, x,) € U\{0}
for t € [0,T (x,)) with the properties: limtﬁT(xo)x(t, Xy) =
0 and x(t,x,) =0, Vt =T (x,).

If U =U, =R", then the origin is a uniformly globally
finite-time stable equilibrium.

Lemma 1 (see [44]). For x;€R, j=12,...,n and
0<q<1, the following relation holds:

n q n
<Z'x]|> <) [ [ (2)
j=1 j=1

Lemma 2 (see [45]). For a positive definite matrix A € R™"

and any x € R”, the following inequality holds:
Anin (A)Ix]” < X7 Axc <A (A)lx). (3)

max

Lemma 3 (see [3§]). For any scalar 8, > (1/2), matrices K,
K, K e R", and K = K - K, the inequality in (4) holds:



Complexity

K+ %KTK. (4)

Lemma 4 (see [46]). For some constants a>0, b>0, and
y >0, the following relation holds:

a+b b —u/bl

ay_b a a+b
- 5
Iy|°|z] sa+by|y| e z|*", (5)

where y and z are real variables.

Lemma 5 (see [36]). Consider the system X = f (x,u). If
there exists a continuous positive definite function V (x), real
numbers >0, 0<a<1, and 0 <y < oo, such that

V(x)< —qV*(x) + ¥, (6)

then the system x = f (x,u) is practical finite-time stable. The
trajectories  of the system can reach the set
{xV*(x) < (y/(1 - )n)} in a finite time T, which is defined
as

Vo)
Tl -a)

where 0 <1< 1 and V (0) is the initial value of V (x).

(7)

2.2. System Model. Consider the linear systems with time-
varying system matrix uncertainty described by

x(t) =(A+AA(t)x(t) + Bu(t), (8)

where x (t) € R” is the state vector which can be available at
every instant and u (t) = [u, (1), u, (t),...,u,, O] e R™ is
the control input vector, which means that there are m
actuators in the system. A € R and B € R™" represent
the nominal system and input matrices, respectively, where
Bis full-row rank. AA () represents the time-varying system
matrix uncertainty which satisfies the following condition:

AA(t) = BH (t), 9

where H () is an unknown continuous matrix function with
|H (t)|| <h and h is an unknown positive constant.

Remark 1. For a practical system, e.g., aircraft system [47]
and industrial system [48], it can always be linearized and
decoupled into the form of system (8). The full-row rank
condition of B is a general requirement for the system, see
for example [18, 49], which means that there must be enough
control channels in the system, especially for actuator re-
dundancy purpose. Then, the establishment of condition (9)
is obvious, since any n-dimensional square matrix can be
expressed in the form of (9) by a full-row rank matrix B.

2.3. Actuator Fault Model. The actuator fault model con-
sidered in this article is described as

u; (t) = oyv; (t) + p;ut; (1),
oip; =0,

(10)
i=1,2,...,m,

where v;(t) denotes the designed control input for the ith
actuator, #; (t) represents the ith actuator’s uncontrollable
time-varying fault, o, € [0, 1] and p; € {0, 1} are unknown
fault indicators for the ith actuator, and o; and ; (t) are
piecewise constant functions of time. More specifically

(1) The ith actuator is fault-free when o; = 1 and p; =0
(2) The ith actuator is partial LOE when 0<o¢; <1 and

pi=0

(3) The ith actuator corresponds to outage when o; = 0
and p; =0

(4) The ith actuator is stuck at #; (t) when o; = 0 and
pi=1

For convenience, the actual input vector u (t) of system
(8) can be formulated as

u(t) = ov(t) + pu(t), (11)
where
o = diag{o,,0,,...,0,}
p = diag{p1, p5- - s P>

v(t) = [v, (), v, (®), ..., v,, (D], (12

a(t) = (@, (6,8, (t), ... 1, ).

Remark 2. 'The compact fault model (11) includes normal
(case 1), partial LOE faults (case 2) and total LOC faults
(cases 3 and 4), which can represent most of the possible
occurrences of an actuator in a practical system.

2.4. Control Objective. The reference model is given as

X, (1) = A,x,, () + B, 1, (1), (13)
where x,, (t) € R" is the reference state vector which can be
available at every instant, r,, (t) € R™ is the bounded ref-

erence input, and A,, € R is a Hurwitz matrix, that is,
there exist positive definite matrices P,Q € R™" such that

A'P+PA, = -Q (14)

Some assumptions are to be introduced.

Assumption 1. rank(Bo) = rank(B).

Assumption 2. There exist K, € R™" and K, € R™™ such

that
A+BK_=A_,
_x m (15)
BK, =B,,

Remark 3. Asdiscussed in [21], Assumption 1 is an actuator
redundancy condition which ensures that the system



remains capable to be stabilized even with actuator faults. In
other words, the actuator faults satisfying Assumption 1 can
be completely compensated by the proposed algorithm.
Assumption 2 is a standard state-feedback state tracking
matching condition, i.e., [29, 50]. In our scheme, As-
sumption 2 ensures that system (8) can match reference
model (13) through state-feedback, so as to ensure the
performance of state tracking. More specifically, according
to Assumptions 1 and 2, it can be concluded that there exist
K, € R™" and K, € R™" such that

A+BoK, = A,,
BoK, = B,,

(16)

Lemma 6 (see [51]). The rank relation in Assumption 1 is a
necessary and sufficient condition for the existence of a matrix
k, € R™ such that

Bok, = —Bpi. (17)

Our control objective is to design a robust adaptive finite-
time FTC scheme for system (8) in the presence of unknown
actuator faults and system matrix uncertainty, such that the
finite-time tracking is ensured for the given reference model

(13).

3. Robust Adaptive Finite-Time Fault-Tolerant
Control Scheme

In this section, a robust adaptive finite-time FTC scheme is
developed to achieve the desired state tracking property in
the presence of unknown actuator faults and system matrix
uncertainty.

3.1. Controller Structure. Denote the tracking error

e=le,ey....e,)" as
e=X-X,. (18)
Let K, = [K,, Ko, K, AT e R K= [K,, K,
K, )T e R™™ and k, = [ku,klz,...,klm]T € R™ be

the estimates of K, K., and kl, respectively. Then, the finite-
time FTC scheme in this article is constructed as

v=RK x+K,r, +k +k, +ks+k,, (19)
where
BT PeeT Qe
ky=—— (20)
20 PB|? + 1

and k;and k, € R™ will be designed later.
By considering actuator faults (11), substituting (11) and
(19) into (8), the closed-loop system can be formulated as

X =(A+AA)x + Bpu + Ba(I?xx +Ror, +k +ky+k;y + k4).
(21)

Together with (13), (16), (18), and (21) and using Lemma
6, the tracking error system can be derived as
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e=A,e+BHx+ BO(KX - Kx)x + Ba(Kr - Kr)rm
+ Ba(El - kl) + Bo(k, + ks + k).
(22)

Lemma 7 (see [16]). For the diagonal matrix o in (11), there
exists a constant 0 < y <1, such that

xle"PB|’ <" PBoBT Pe < | PB|". (23)
Now, introducing two unknown positive scalars &, and
& as
£ = 1-1Ly
X
(24)

52:

>

==

where 0<1, <1 is a chosen constant and / is the upper
bound of H (t).
Then, term k5 in (19) can be designed as

lzBTPe(l1 + 21) (eTPe)*
2" PB?

., if|e"PB| >0,
ks =
e if |e"PB| =

(25)

where El is the estimate of unknown constant &; and 1, >0
and 0 <a <1 are chosen constants.
Term k, in (19) is thus designed as
k — _ 52”36” B Pe . (26)
&, lIxN|BT Pe] + 1

where Ez is the estimate of &, and I; is a chosen positive
constant.

Remark 4. The designed controller (19) consists of six items:
K,x,K.r,, k, k,, ks, and k,. K x + K, r,, is inherited from
the typical state- feedback model reference controller
structure. k, is the estimate of k; given in (17), which is to
eliminate the effects of the stuck fault #. k, is designed
especially for stability analysis purpose. k; is actually an
exponential term which is related to a finite-time control. k,
is designed to eliminate the effects of uncertainty.

3.2. Adaptive Laws. To construct v, for i = 1,2,...,m, the

adaptive laws to update K ;, K ;, ky;» fl, and 52 are chosen as

I?xi = —ri(zxeTPbi + AR ), 27
I;%ri = —Yi(ZT’m@TPbi + QKH’)’ 28)
o = (2", + ), @)
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& = cl(lz(eTPe)lx - clzl), (30)

& = cy(2)e"PBixl - 0.8, ). (31)

where b; represents the ith column of B, T;, A; € R™", and
Y;, ®; € R™ are chosen constant diagonal positive definite
matrices, and y;, 7;>0 and ¢, c,,¢;,6, >0 are chosen con-

stants. The initial values of &, and &, are positive, that is,
£,(0)>0 and &, (0) > 0.

So far we have obtained the state-feedback model ref-
erence adaptive finite-time FTC scheme. For clarity, it is
summarized in Appendix A.

3.3. Stability Analysis

Theorem 1. Consider the linear systems described by (8)
with unknown actuator faults (11) and system matrix un-
certainty, if Assumptions 1 and 2 are satisfied, the control
signal in (19) updated by the adaptive laws (27)-(31) can
guarantee that the tracking errors converge to a small
neighborhood of the origin in finite time.

Proof. See Appendix B. O

4. Application: Aircraft Attitude Control

In this section, simulation studies on a lateral-directional dy-
namic model of the F-18 high-angle-of-attack research vehicle
(HARYV) system [47] are given to illustrate the effectiveness of
the proposed robust adaptive finite-time FTC scheme. To
present the superiority of the proposed control scheme, the
developed controller (19) is compared with the one given in [28].

4.1. F-18 HARV Model. The state variables for the linear
lateral-directional dynamic model of the F-18 HARV system
are side-slip angle f (deg), roll rate p (deg/s), and yaw rate r
(deg/s), that is, x = [B, p,r]". The control input vector
u = [8pr, 841> Oy Orrys Oyry ]’ where Spr, 84p, Sgus Oy
and &ypy represent the differential tail deflection (deg),
aileron deflection (deg), rudder deflection (deg), roll thrust
vector deflection (deg), and yaw thrust vector deflection
(deg), respectively.
As in [47], the linear plant is described by (8) with

r—0.059 0.496 -0.868

A =]|-5513 -0.939 0.665 |,

L 0.068 0.026 -0.104
(32)
r 0.006 0.006 0.004 0.000 0.090

B=| 1879 1328 0.029 0.675 0.217

| —-0.109 —-0.096 -0.084 0.007 -2.974

5
The time-varying matrix H (t) is given as
0.1sin(0.1£) 0 0 7
0 05 0
H(t) = 0 0 16| (33)
0 0 0.8
[ e -1 0 |

4.2. Simulation Scenarios. The reference model is chosen as
(13) with

~0.153 0.486 —0.778
A, = |-6310 —2.971 0331 |,
(34)
3139 0.199 -3.065
B, =B.

To demonstrate the effectiveness of the proposed
adaptive finite-time FTC scheme, the following actuator
faults are simulated:

u, (t) = 0.5v,(t), fort>10s,
u, (t) =0, for30s<t<50s,
(35)
u, (t) = =5, for70s<t<90s,
u; (t) = v; (t), i=1,2,3,4,5,otherwise.

In (35), u; (t) = 0.5v;(t) denotes the differential tail
deflection & loses its 50% effectiveness; u, (£) = 0 denotes
that the second actuator corresponds to outage, that is, the
aileron deflection §,; stuck at the fixed value 0deg; and
u, (t) = =5 denotes the roll thrust vector deflection &pry
cannot be influenced by control action v, (t) and stuck at the
fixed value -5 deg. Table 1 shows the fault indication ma-
trices 0 and p in different time intervals.

The initial conditions of the proposed controller (19) are
given as follows:

x(0) =[0.1,0.2, 1.1]",
x,,(0) =[-0.1,0.1,1]",
K, (0) =[-1,0,-1]",
K, (0)=[1,-1,1]",
K (0)=[-1,-1,0]",

K., (0) =[0,-1,0]", (36)
R,5(0) =[-1,0,1]",

£,(0)=05,

£(0) = 1.8,

K, (0) =I5,

k,;(0)=0, i=1,2,3,4,5.

The reference input signal r,,, = [0,0,0,0,2]". In order to
obtain a good FTC effect of the designed controller (19), after



TaBLE 1: Fault indication matrices ¢ and p.
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Time interval o P
0<t<10s diag{1,1,1,1,1} diag{0, 0, 0, 0, 0}
10s <t<30s

50s <t<70s diag{0.5,1,1,1,1} diag{0, 0,0, 0, 0}
and t>90s

30s <t<50s diag{0.5,0,1,1,1} diag{0, 0,0, 0, 0}
70s <t<90s diag{0.5,1,1,0,1} diag{0, 0,0, 1, 0}

Time (sec)
—— x3(t) (controller (19))
-—-— x3(t) (controller in [28])

""" Xm3(t)

FIGURe 1: Trajectories of plant state x(¢) and reference model state x,, (£).
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-—-— e4(t) (controller in [28])

FIGURE 2: Trajectories of state tracking error e(t).

repeatedly debugging, the controller parameters are chosen
as

I =15,

A; =0.115,

Y, =1,

0, =0.11;,

Hi=1

7,=0.1, i=1,23,4,5,
G =c¢=1, (37)
G, =0.1,

G, =0.5,

I, =0.1,

I, =0.5,

I, =1,

a=0.8.

Although the parameters are chosen by trial and error,
there are still some rules to be referred to. The larger the
adaptive gains I'; and A; in (27) are, the more drastic the
change of K,; is, which leads to stronger control effect.

(deg)

Time (sec)

(deg)
(=]

-1 L L L L L L L L L

0 10 20 30 40 50 60 70 80 90 100
Time (sec)

e us(t)
== vs(1)

(deg)
o

_5 L L L L L L
0 10 20 30 40 50 60 70 80 90 100

Time (sec)
— uy(?)
)
5
o0
g oh . . N
5 1 1 . 1 1 1 A 1 1
0 10 20 30 40 50 60 70 80 90 100
Time (sec)
e u5(t)
)

FIGURE 3: Actual control signal u(¢) and designed control signal
v(t) of controller (19).

Similar phenomenon lies in (28)-(31). However, too-large
adaptive gains will affect the smoothness of the controller. /,
and I, have direct impacts on k;, which means that they will
affect the strength of the controller directly. I, is a constant
relating to the smoothness of the controller, while a large I,
will lead to a large ¥ and thus reduce the finite-time con-
vergence accuracy. If a chosen by the designer is too small,
then k; will exhibit a fast rate of change when the tracking
error turns small, which is not expected in a practical system.
In sum, to obtain a more practical FTC performance, the
designers should choose the parameters with a compromise
among the convergence rate, convergence accuracy, and the
amplitude and smoothness of the control signals.

Through trial and error, the initial conditions and pa-
rameters of the controller given in [28] are chosen as follows
to obtain a good FTC effect:
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FIGURE 4: Actual control signal u(t) and designed control signal
v(t) of the controller given in [28].

iy, (0) =[-1,0,-1]",
12(0) =1[1,-1,11",
Hy5(0) =[-1,-1,0]",
H,,(0) =[0,-1,0]",

)l

H,5(0) = [-1,0,1]",

%1 (0) = %2 (0) = %3 (0) =0, (38)
M, (0) = I,
n=1
Y1=Y2=7; =06
L=0,
I, =0.6,

A, =06, i=1,2,3,4,5
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4.3. Simulation Results. Figure 1 shows the plant state x ()
and reference model state x,,(t) by using the proposed
controller (19) and the one given in [28]; Figure 2 shows the
state tracking error e (t) by using controller (19) and the one
given in [28]; Figure 3 shows the actual control signal u ()
and designed control signal v(t) of controller (19); and
Figure 4 shows the actual control signal u(t) and designed
control signal v(t) of the controller given in [28].

By using the proposed controller (19), it can be seen that
(1) during 0<t<10s, there is only system matrix un-
certainty and no fault, and the tracking performance can be
guaranteed in finite time; (2) whenever a new fault occurs at
10, 30, and 70 s and the fault recovers at 50 and 90, after the
transient response, the tracking performance recovers.
Similar conclusions can be obtained when using the con-
troller given in [28], while it only guarantees the asymptotic
tracking property, that is, it only promises the stability of
infinite time. It is obvious that the proposed robust finite-
time FT'C scheme possesses a better transient response and
faster convergence rate.

Summarizing all the above results, it is clear that the
proposed robust adaptive finite-time FTC scheme can ef-
fectively ensure the state practical tracking property in finite
time in the presence of unknown actuator faults and system
matrix uncertainty.

5. Conclusions

In this article, a state-feedback model reference adaptive
finite-time FTC scheme has been developed for linear sys-
tems in the presence of unknown actuator faults and system
matrix uncertainty. The designed robust controller updated
by the adaptive laws ensures that the tracking errors con-
verge to a small neighborhood of the origin in finite time.
Finally, the performance of the proposed control scheme is
illustrated by simulation results for a lateral-directional
dynamic model of the F-18 HARV system.

Our future work will focus on the control problem for
the system under practical constrains, such as actuator
amplitude saturation, rate limitation, and input matrix
uncertainty.

Appendix

A. The Control Algorithm

The proposed control algorithm is summarized as follows:

Step 1. Give the initial state x (0), x,, (0), the reference
model input r,,(f), and initial values of parameter
estimates K (0), K, (0), k; (0), & (0), and &, (0).

Step 2. For i=1,2,...
adaptive gains:

,m, choose the following

r" A" Y" ®1‘: ‘ui) (A 1)
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and constants

(A.2)

Step 3. Estimate the unknown parameters by adaptive
laws:

K, = -T,(2xe" Pb; + AK,,),

I%,i = —Yi(ZrmeTPbi + @il%,i),

ky; = —yi(ZeTPbi + Tiﬁli), (A.3)
Zl = cl(lz(eTPe)a - 9121)’
22 = 62(2||eTPB”||x|| - cz§2).
Step 4. Obtain the controller:
v=Rx+K,r, +k +k, +ks +k,, (A4)
where
_ BT Pee’ Qe
272l PB? + 1
1,BTPe(1 +E e’ Pe)”
25" Pe(l 1)2( ) ife" PB| > 0,
2|le"PB||
ks = (A.5)
01> if|le” PB|| = 0,
~2 2T
___ &IxI"B Pe
& llxl|B" Pel| + 1
B. Proof of Theorem 1
Proof. Construct the Lyapunov function as
T | R 1¢ =T s
V=c'Pe+ ;ainir,. R+ E;(IIKH.Y,. K,
(B.1)
IS 42 1, =2 1. =
+ E;Uz’//‘i ky; + 56 X6+ 56 X8
where K;=K,;-K, K,=K;-K; k;= Eu = kyi»

21 :El _51’ and Ez :22 _§2~

The time derivative of V can be derived as follows:

V= 2eTP[Ame + BHx + BoK x + BoK,r,, + Bok,

+ Bo(ky + ks + k4)] + Zail?ziffll?xi + ZaiI?T.YTII?,,.
i=1 i=1

+ Zaiﬂi_l%uﬁu + CI1X21E1 + Cnggzgz-

i=1

(B.2)
Now, discuss the term ZeTPBak3 in two cases.
Case 1. If [T PB| >0, by using Lemma 7, it has
21,eT"PBoBT Pe(l, + &) (e Pe)®
sy PR B )R
2|leT PB|| (B.3)
<

< - )(lz(l1 + El)(eTPe)“.

Case 2. If [le" PB|| = 0, due to the fact of B being full-row
rank, for positive definite matrix P, it follows that PB is full-
row rank, that is, in this case e = 0,,,;, hence,

2¢" PBok; = —xl,(1, + & )(e"Pe)" = 0. (B.4)
Combining the above discussions, we get
2¢" PBok, < - xl,(1, + & )(e"Pe)"
=-L(e"Pe)" + 1, (1-1,y)(e"Pe)”  (B.5)

— ZZXEI(eTPe)a.
Substituting (20), (26), and (B.5) into (B.2), we obtain
V< —1,(e"Pe)” +2¢"PA, e + 2| PB| I HIl|x]|
+ ZeTPBakxx + ZeTPBak,rm + ZeTPB(Ik1
+15(1- llx)(eTPe)a - lzle(eTPe)a

=2
28, |x|*e" PBoB" Pe . 2¢" PBoBT Pee” Qe
& llx||BT Pel| + 1 2[eTPB|* + 1

(B.6)

T'Y'_lféri

roo

m T . m
1o _
+ Y oK 7K+ Y oK
i=1 i=1

+ Z"i#i_l%lii;u + CIIXEI;‘?l + C;Xzzzz-

i=1



10

According to the definition of & and &, in (24), it has

L(1-1x)(e"Pe)" = (B.7)

lzxfl(eTPe)a,

2|e" PB|IHx] < 27" PB]x]

(B.8)
= 246, [¢" PB|x].

Then, using Lemma 7 and substituting (B.7) and (B.8)
into (B.6) yields that

V< - lz(eTPe)a + eT(Az;P + PAm)e + 2X§2||eTPB|| llx]l
+2¢" PBoK ,x + 2¢" PBoK, r,, + 2¢" PBok,

Zlxl2le” 2
- (epey - 2l
&, llxll|[BT Pe]| + 1,

+Yo KiK.
2||eTPB|| +1 ; 1 X171 X1

m m .
T 15 1 &
+ ZUiKriYi K, + Z‘Til/‘i kyikyi

i=1 i=1

+ CIIlezl + Cngfzgz-
(B.9)
Substituting (14) and adaptive laws in (27)-(31) into
(B.9) yields
V< - lz(eTPe)a —e'Qe + ZXrSZHeTPB" x|
+2¢' PBoK  x + 2¢' PBoK,r,, + 2¢' PBok,

g (o) - 2P
- 22||x||||BTPe|| +1

ZIIeTPB"ZeTQe 2_r g
_ -2 K. Pb.
2" PBIP + 1 Zl it X 20

m m
- Z 0K AKy —2 Z ;K1 e’ Pb;
i=1 i=1

m m
- Z 0;K, 0K, =2 Z ok,;e’ Pb,

i=1 i=1

- Z Oi%IiTiEIi + lzle(eTPe)a - C1X¥121

i=1

+2¢%,)|e" PB|llxll - 6,x%,8,

Complexity

m
~T o~ = o
—lz(eTPe)a - eTQe - Z o, K NK,; - six6iés

i=1

K@K

'Mii
!

0; UikuTiE]i - czxfzzz (B.10)
i=1 i=1
| 2 & lxl|e"PB| zneTPB"2 Qe
& llxN|BT Pe|| + 1, 2||€TP13|| +1
Then, according to the inequality
cd
0< <c¢, Ve, d20,c+d#0, (B.11)
c+d
it has
241 TPB
i Ehblall ol Ll PB| <24, (B.12)
& |Ixl|BT Pe]| + 1,
T 2T
WS eTQe. (B.13)

2/le"PB|* + 1

Then, substituting (B.12) and (B.13) into (B.10), we
obtain

m m
~T =~ ~T =~
Z‘TiniAini - ZUiKri®iKri

i=1 i=1

V< - lz(eTPe)a -
" (B.14)
- ZUiEIiTiEIi - C1X2121 - Cngzzz + 241
i=1

From Lemma 3, for any 9, y;, w; > (1/2), i = 1,2,...,m,
and g,, 0, > (1/2), one has

29i—1~T~ 9.

- xiKXi < - 29. Kxini +51Kxini’ (B15)
1
=T = 2
_KrTiKriS - yzly K K, +&K Koo (B.16)
1
~ =~ 2w, — 12 2
—kyikyi < - 21w,~ ki + lkl,, (B.17)
- 2 0
=58 < - Q‘ 51 ‘El, (B.18)
77 2@2 92
_5252 < - 62 52 (B.19)

Now, substituting (B.15)-(B.19) into (B.14), we have
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i

i=1 i

i=1 i

20, -1
20,

=
Six&,

20, -1 ~2)“ 20,-1 =

+ oxé | - 9943

( 20, 2X62 20, 2X62
+ Z’Kx,alA Ko+ Z 'K,la,(a K,

i=1 11

m w,
+ Z;?Uifikfi + C1X£1 *CzX‘Ez +2x1;5.
P
(B.20)

By applying Lemma 4, let
29. —

(B.21)

29 - (B.22)

0 leAlK +a,

where @ = (1 — a)a®!1,

Similarly, we can conclude that

11
2y, -1 1 — \* 2y,-1 _r _
( VZ’ , Z;@,-Kn-) < Vz'iaini@),.Kﬁ 1@ (B.23)
Yi Yi
20, -1 =2 \" 2w,-1 -2 _
20 o1k | < 20 0,1k + @, (B.24)
20, -1 Zz “<2Q1—1 §2+_ (B.25)
< a, .
20, G1XS1 20, G1XS1
20,-1 = ¢ 20,-1 = _
20, oxé | < 5 o6, +a. (B.26)
Substituting (B.22)-(B.26) into (B.20) and applying

Lemma 2, we have

- lz(eTPe)a + i %

+ Z%KHU,QK” Z 5 (T,lei

KFK
i R )

LM

(%
Z<—<‘>)> (pis)

i=1

5zt o

2 cc

21— 1)g 1) (2 G )@1)
2 cc o =2\%
2~ 1)o z) ( CleEz)

1S
1S

Ik oNK

xi Vit xi
1:1

CIXE%

+ %czxfg +2xl; + (3m + 2)a

where
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el (i) (e )
< (20 :v,-l)yﬂi)a’ ( (20, _QII)CIC1>a’ ( (20, —Qzl)czc2>a},

— YT < Vi T
Y= ZEKxiaiAini + EEK”O’@"K”
iz

i=1

m w, B
+ z ?Gi‘[ik%i + %clxﬁ + chz)(fg + 2yl + (3m + 2)a.
i=1

2
(B.28)
Furthermore, according to Lemma 1, one has
V< -V + 7. (B.29)

Therefore, according to Lemma 5, the decrease of V can
drive the trajectories of the closed-loop system into
V< (y/ (1 —1)y) in a finite time T, with

Vl—a (0)

r Sm, (B30)

where 0 << 1.
This completes the proof.
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This paper focuses on the coordination and optimization between a manufacturer and multiple retailers in a supply chain. The
manufacturer makes product quotes and delivery deadlines for all retailers, and each retailer selects product offers and delivery
deadlines based on their own needs. Manufacturers maximize their own total profits by setting optimal quotes and delivery
deadlines. This paper constructs the mathematical model of the optimal quotation and delivery deadline and proposes a scheduling
algorithm that is different from the general M/M/1 and then studies the production scheduling problem and explores the effective

implementation of quotation policy in management practice.

1. Introduction

For the order-based production model, delivery time (or
order-to-delivery time) guarantees have been applied as an
advanced strategic weapon to compete with other companies.
In the market, some customers are willing to pay more for faster
delivery. In addition, customers have different time sensitivity
and price sensitivity in the market. A new strategy is to divide
customers into different groups based on their sensitivity to price
and time. In a group, customers have the same combination of
delivery time guarantees and price quotes. Different quotations
and delivery times for different customer groups are evident in
the printing and packaging industry. In the literature, this issue
is called customer segmentation and aggregation issues [1-3].
In the following example, Printing.com uses this split and merge
strategy. Printing.com is a printing service provider. It offers
customers a choice of menus with different delivery times and
different prices. For short lead times, prices are naturally higher.

With regard to the ability to set up this strategy, there are
two situations: the ability of all customers to share and the
specific capabilities of each target customer. There are two rea-
sons why dedicated capabilities are supported. First, the use of
dedicated capabilities to provide different delivery time guar-
antees for each customer group is compatible [4]. Second, there
is less interference from customers in different fields [1, 5].

In a dedicated capability setting, performing a split and
merge strategy can be thought of as multiple single customer
group issues, where the only difference is the ability of each
group and the sensitivity range of each group customer to price
and time. Therefore, the initial work of this strategy is to quote
a common optimal price and a common delivery time for each
customer group. For this reason, we consider the pricing and
production issues of a single customer group in the context of
small batch production. In a single group, customers’ payment
preferences and delay tolerance are different within a known
range of price and time sensitivity.

One of our technical contributions is to propose a solution
to the problem of joint pricing scheduling faced by manufac-
turers. We show the property quotes for the best delivery times
and have developed an advanced scheduling algorithm to solve
the problem optimally. This paper expands Chen and Hall’s
research on time and scheduling coordination issues by com-
prehensively considering time and price quotes [6].

2. Literature Review

This article mainly considers the issue of product pricing and
production. The relevant literature is mainly elaborated in the
following two aspects. On the one hand, the issue of pricing
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and production of the delivery deadline is not considered. On
the other hand, the issue of price delivery time quotation is
considered, which is more relevant to the content of this
article.

Regarding pricing and production issues without consid-
ering delivery dates, in order to explore this issue, various
models are mentioned in related articles [7-9]. These models
assume that demand is independent of delivery time and sen-
sitive to time quotes or other factors. In particular, Ata and
Olsen reviewed the relevant due date quotes literature in detail
and studied dynamic time quotes under different delay costs
[10].

Since delivery time and price have a great influence on
order acceptance, it is very important to integrate price quo-
tations into delivery deadlines [11, 12]. Several papers con-
sider different delivery times and prices for different customer
groups [1, 5, 13-15], and some other literature that considers
different customers groups has common price and delivery
time quotes [2, 16, 17].

There is a large amount of literature to formulate relevant
production policies with a stable queuing model. In these doc-
uments, a fixed scheduling rule such as First Come First
Service (FCFS) is used. The customer’s demand is a determin-
istic function of price, delivery time, and other attribute var-
iables [17-20]. All these documents regard the production
stage as an M/M/1 queue, and therefore, the FCFS rules are
used therein. Our model is fundamentally different from those
approaches by considering optimal production sequencing.

There are very few literatures that consider the price of
production scheduling and the decision-making on the deliv-
ery date. Elhafsi studied how to determine the delivery time
and price for an order in an order-type manufacturer [21].
Under the premise that the delivery time does not affect the
demand, the main purpose is to quote an order of arrival based
on FCFS rules for delivery time. Charnsirisakskul et al. also
propose a decision model for comprehensive pricing and pro-
duction decision-making using a single price model or mul-
tiple price models [22]. Their decision model is based on the
inventory-based production scenario, and our research is
based on order-based production. The research provided by
Chen and Hall to solve this problem is the closest to our direc-
tion. In the context of detailed scheduling, Chen and Hall
studied the quoting problem [6]. This article studied joint
delivery times and quotations, rather than just studying
quotations.

Chen and Hall analyzed the importance of adding detailed
scheduling to the study. Compared with uncoordinated pric-
ing decisions, the value of coordinated pricing and production
decisions is more accurate. In our study, late fines were also
included in the objective function of this article.
Charnsirisakskul et al. have previously judged the importance
of their participation in the study [22].

Based on the above discussion, what we have studied is
the coordination pricing and delivery time quotation taking
into account the detailed production scheduling decision
mechanism under the order-based production environment.
Specifically, the purpose of this study is to formulate a sched-
uling mechanism that handles delivery quotes, including
prices. In the past, the scheduling study mainly solved the
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TABLE 1: Variable symbol table.

Variables Definition
f Total net profit
i, j Order
c Quoting constant for general price and delivery
time
" The number of orders completed on time at a given
time t
n Total order quantity
Quotation of all orders in quotation questions at
p regular prices and delivery times
[P0 Pest] The boundary of a particular price zone ¢
The process time of order i in the quotation ques-
Pl tion of normal price and delivery time
p; The quotation of order i

The amount of a special price-time zone boundary
s in the quotation question for normal prices and
delivery times
All orders in the quotation question of regular price
and delivery time report delivery time

~

[tot.] A specific time zone ¢

t; Delivery time for order i
w General delay weight

C, Order i completion time
Q, Order quantity of order i
R Total sales revenue

s; Initial process time of order i
T Total delay penalty

T, Delay penalty for order i
Y; Process time for order i

o Potential market size of order i
B; Price sensitivity of order i
0, Time sensitivity of order i

problem of the deadline of the quotation that did not take into
account the price, so almost no researcher considered both
the price and the delivery date quotation. Another major con-
tribution of our research is that we consider the customer’s
heterogeneity of time and price requirements. In our study,
the customer determines the order quantity. Charnsirisakskul
et al. and Chen and Hall also made similar assumptions.

3. Model Construction

Assuming that there are # retailers, denoted asi = 1,2,3,...,n,
the manufacturer introduces a price and delivery time for all
retailers. When a retailer’s order is completed, the manufacturer
will deliver the order to the retailer. We assume that the sched-
uling time is not taken into account, and assuming that the
production process time of each product is fixed and known,
the capacity cost is also fixed and known. The model symbols
are summarized in Table 1.

In order to reflect consumer sensitivity to price and deliv-
ery time, we assume the following demand function that
reflects the number of consumer orders:

Q(pt) =, = B;-p-0;-t, (1)
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where «;, f3;, 0;is the normal number, «; indicates the potential
market size of order i, 3; indicates the price sensitivity of order
i, 0; indicates the time sensitivity of order i.

We combine (f3;,6;) to describe consumer sensitivity to
price and delivery time. For the possible zero demand or
negative demand quantity, we assume that consumers will
not place orders. We assume that a valid order placed by the
consumer must be produced and not delivered separately.
Assume that the manufacturer is a pure production machine
and u denotes the priority given per unit product process
time, so the production process time of the order is described
as:

pt;=u-Q,. (2)

At the beginning of each planned production cycle, the
manufacturer will set product price and delivery time quota-
tion, so the process time of all orders has been determined at
the initial moment, so the initial release time standard for all
orders is 0.

If the order is completed beyond the delivery time, the
manufacturer will bear the delay penalty. Since the consumers
we consider come from a consumer group, we have already
discussed in the introduction section that it is reasonable to
determine a weight penalty for delay for all consumers, that
is to say:

T,(p,t) = w-max(0,C, — t), (3)

where C, is the completion time of order i and w is the general
delay weight for all consumers.

Our goal is to maximize the manufacturer’s net profit.
Since fixed facility costs do not affect the optimization decision
on product prices and delivery time quotes, our profit function
will not include fixed facility costs. The specific profit function
is expressed as follows:

Maximize f(p,t) = p Z max(Q,(p,t),0) - Z (g Ti(p:1)),
Os Qi(p’ t) < 0

(4)
L Q(p<or PP

Subject tog = {

Let p* and t* denote the optimal solutions for p and ¢,
respectively.

According to the objective function (4), the manufacturer’s
production plan is introduced into the model, and we will
study the optimal production sequence problem for this
scheduling problem. The following model will be divided into
two types of general models to study. One is fixed quotes, and
the other is fixed delivery time.

3.1. Optimal Production Sequence. According to the objective
function (4), the optimal net profit is not only related to delivery
time and price, but also related to the production sequence of
the order. Xia et al. demonstrated that the shortest processing
time (SPT) has a gradual optimality [23], and because of the
existence of delayed punishment, we have Lemma 1.

Lemma 1. Shortest processing time (SPT) is the optimal
sequence rule for maximizing profit in product production.

pti ‘r

0 ity tyty ts te t

FIGURE 1: Order processing times with respect to one decision
variable.

TaBLE 2: SPT sequences in different time zones.

Time

Jones 0—t, t,—t, t,—t, ty—t, t,—t; ts—t,
SPT -2-1 3-1-2 1-3-2 3-2 2-3 3
sequences

This article will apply SPT rules in production scheduling
problems. First, we will explain how to combine sequence
constraints in the problem of profit maximization.

When the price is assumed to be fixed, the order process-
ing time is a linear function of the delivery time:

pt;=(o; =B, p) = 6;-t. (5)
Figure 1 shows the processing time of three consumer
orders. Three lines represent three consumers 1, 2, 3, respec-
tively. The three lines intersect at the intersections of C,,,
C,5 and C,,. Each intersection indicates that the processing
time of the two orders is equal. As can be seen in Figure 1, the
intersection point between the three straight lines and the
intersection point of each straight line with the ¢-axis divide
the t-axis into six segments from t, to t,, that is, the SPT
sequence of the three orders is uniquely determined in the
interval [0,t,], [t,,1,],.. ., [t5, 4. Table 2 shows all SPT pro-
duction sequences for each time interval or region three
orders.
If C; is the point of intersection of two lines L;, L ;, then
there is an equation pt; = pt;. Bring Equation (1) into this
equation to get the f coordinate of C;; as:

- (Xi_“j+p(ﬁj_ﬁi)
v 6, -0, '

(6)

According to pt; = 0, the intercept point I; on the ¢-axis can
be expressed as:
% - ph,

t, = ! ! . 7

=g ?)
With the above formulae (6) and (7), all the time zone bound-
aries can be calculated and then they are sorted in ascending
order. When the price is fixed, the delivery time is variable,
and we constrain the time. Use t, <t < t_,, to represent the
general time zone, where t_and ¢, , represent any two adjacent
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FIGURE 2: Order price with respect to one decision variable.
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FIGURE 3: Order processing time function in general problem.

boundaries of a time zone. Under this time limit, the optimal
sequence of orders is uniquely determined.

When the delivery time quotation is fixed, similar to the
previous analysis, the price range constraintis p. < p < p,, 1,
where p,_and p,,, represent any two adjacent boundaries of
the price region. As shown in Figure 2, the p coordinate of C;,
is expressed as:

o= o+ t(@i - Gj)
ﬁj - ﬁi ' (8)

b=
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The intercept point I; on the p-axis is expressed as:
o, — t0,
pl ﬁl

The boundary values of the price region can be obtained
by the above formulas (8) and (9). In this one of the price
regions, the unique production sequence can be uniquely
determined.

In the general case, the quotation and delivery deadline
are two decision variables. For example, the price and time
sensitivity of three orders are different. The order processing
time is a linear function of t and p; that is:

pti=o;=pBi-p=6;-t. (10)
Figure 3(a) illustrates the processing time for three orders in
a three-dimensional Cartesian coordinate system, in which
three orders are divided into three planes, (pt, t), (pt, p) and
(p-t) plane. Each plane has three orders intersecting at four
intersection points C,, C,, C,, and C,. Each projection point
( Pc» tc) corresponding to C; can be obtained by solving the
following two equations in the (p, t) plane:

“i_ﬁi'P_ei't:“i_ﬁj‘P_ej't- (11)

9)

p=0,t=0 or pt=0. (12)

According to Figure 3(a), it can be seen that the points E,
F, and G are projections of the points C,, C,, and C, on the
plane (p,t), respectively. Line C,C, consists of points on
pt,=pts. Since EF is a projection of C,C, on the plane (p, 1),
then a point (p, t) on EF also satisfies pt, = pt;.

Figure 3(b) depicts the linear projection in Figure 3(a)
projected onto the (p,t) plane, showing its two-dimensional
planar graphic region. In Figure 3(b), the straight line is the
intersection of the plane i and the plane (p, ) and represents
the set of points at the time pt; = 0; that is, the points (p,)
and the straight line satisfy the following equation:

o—pi-p-0,-t=0. (13)

From the above analysis, we can see that the methods for
exploring fixed order price and delivery time are similar.
Under normal circumstances, there are only two cases of opti-
mal production sequence change. One is that the two orders’
processing time is equal; the other is that it is an order pro-
cessing time equal to 0. This means that the order of the opti-
mal production of the order is transformed into straight line
P,T; and lines EF, GC, in Figure 3(b).

Therefore, in the first quadrant of Figure 3(b), the optimal
production sequence is uniquely determined by the concave
regions segmented by the straight lines P,T;, EF, GC,, and t/p
axes, and we define these concave regions as price-time
regions. In Figure 3(b), each concave area is represented by ®©
to @. The decision variable is a price-time zone with a unique
optimal production order, and each optimal production order
zone is shown in Table 3.

In order to obtain the SPT sequences for all price-time
regions, all regions in the first quadrant of Figure 3(b) need to
be obtained, so we have designed an algorithm to create a
detailed price-time region, recorded as a sequence listing algo-
rithm (SLA); the main idea of this algorithm is as follows:
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TaBLE 3: All price-time zone SPT ordering for three orders.

Zone index 1 2 3 4 5 6 7
2-3-1 3-2-1 2-1 1 1-2 2

Sequence None

Step 1. Think of the first quadrant as the entire price-time
region, dividing the first quadrant into a series of price-time
regions by a single P,T,.

Step 2. Check each price-time area to ensure that it is a
projection of the intersection of each two order surfaces on
the (p, t) plane.

Step 3. Get all price-time zones.

3.2. Optimal Delivery Deadline. In Section 3.1, we studied
the optimal SPT sequence for fixing each time zone. This
subsection will discuss the change of delivery time when fixing
the price of a product. If the special time zone is discussed
in Section 3.1, the resulting sequence decision will not be
important. Therefore, according to the number of time zones,
the problem is decomposed into several simple subproblems.
We divide the objective function (4) into two parts. one part
is sales revenue; that is:

R(t):PZ(“i_P‘ﬂi_t'ei)- (14)

i=1

The other part is the delay penalty:

Tt =w ) (-p-B—t-6)-wn-mt (15

i=m+1

where m is the number of orders completed on time in a given
time £.

If m is independent of time t, then the gradient of profit
return with respect to time ¢ is:

n

of OR oT c
aizzﬁ_ﬁz_p;@_w > (-6,) + w(n - my16)

i=m+1

Theorem 1. Assume that the profit function (4) is a concave
function, then:

(i) Small segments between two time nodes are linear
functions.

(if) The derivative of each subparagraph with respect to
time is decremental.

(iii) The first part of the derivative of time is positive, and
the latter part of the derivative of time is negative.

(iv) The point of maximum return can be obtained between
two small segments.

The conclusion for Theorem 1 can be explained from
Figure 4. For a concave profit function with respect to time,
a small piecewise linear function is formed between every
two time points. Each small fragment is slowly increased
before t*. Its derivative is positive, but the growth rate of its
derivative is monotonically decreasing with respect to t. After

f A

>
£ t

FIGURE 4: The profit function with respect to delivery time
quotation.

t*, it can be seen that each small segment linear function is
declining; that is, the derivative of each small segment linear
function is negative and can be seen from the figure. It can
be seen that when t = t7, the profit function takes the maxi-
mum value.

Corollary 1. Assume that given a time zone, you can find
two possible conditions for obtaining the optimal delivery
time:

(i)  The optimal delivery time is the same as the completion
time of an order.

(if) The optimal delivery time is any boundary of the time
zone.

According to Theorem 1 and Figure 4, it can be concluded
that the number of small segments represents the number of
orders completed on time in that situation. As time ¢ increases,
m is also an intermittent increase. The convergence time ¢ of
two segments on the ¢-axis is equal to the completion time of
an order. The point of maximum profit is the point of conver-
gence of two small segments. The value of the derivative of the
small linear function on the left side of this point with respect
to t is positive when m = m". The derivative of the small linear
function on the right side of this point with respect to t is
negative when m = m" + 1; that is, it satisfies the following
inequality:

=|(m=m") >0, (17)

g|(m:m*+l) <0. (18)

Based on the above two inequalities, we bring the values of
m =m"andm = m" + linto (16), which yields:

wn-m)+w ) 6,<p) 6, (19)
i=m+1 i=1
wn-m"+1)+w Z 6i<p26i. (20)

i=m+1 i=1

The value of m" can be obtained by (19) and (20).
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From Figure 4, we can see that whent = ¢*, the profit reaches
the maximum value. t* is the completion time of the order in
the (m"),, sequence, so the optimal delivery time satisfies:

o
t*:Z‘(O‘i—P'/ji_t*'ei)- (21)
i

Then, t" is calculated as:

. _ Y%~ P B
m" .
1+230,6;

Since the obtaining of the optimal production sequence is
based on the special time zone (¢, < t < t,,,), we should verify
that " is located in each specific time zone. As a result, we need
to compare the values of t* at the boundary of the time zone.
Ift*is in the time zone, the optimal delivery time equals t*. If
t"is outside the time zone (¢* < t,), the optimal delivery time

t (22)

ist, ort,., ;thatis:
¢ < Y%~ pYiB;
c+1? c+l m* >
o RES)
m m m m
[ im® — PriniB; < 2% — pYinB; <t
- * bl - * - 1)
1+ 37,6, 1+ 2.0; . ”
m m
¢ ¢ < 2% — PYisB;
c’ c m* °
1+Y"0, (23)

The interpretation of Equation (23) is the same as Corollary 1.

3.3. Fixed-Quote Pricing Decision. This section will examine
the effect of adjusting the price on optimal profit when the
delivery deadline is given. By a method similar to Theorem 1,
we can find the corresponding price region p, < p < p,,,, SO
that we can get the optimal ordering for each order price area.

Similar to the previous section, we decompose the prob-
lem into several subproblems based on the number of price
regions, dividing the objective function into two parts: the
income function and the delay penalty function. The derivative
of the income function is:

oR . N
> = —ZPZﬁ,- +Z(“i_t9i)' (24)
p i=1 i=1
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When the assumption of m does not depend on the price p,
the derivative of the price delay penalty function is:

oT —w Yy B om=[myn-1],
5. - i=m+1 (25)
% 0, m=n.

Theorem 2. Negative delay penalty (—T) is a piecewise linear
function of price p. The function has the following properties:

(i)  Itisanondecreasing continuous function of the price p.

(ii)  The absolute gradient of each segment is decreasing
relative to the price p.

(iii) When the price p is large enough to reach a certain
value, the function gradient is 0.

Corollary 2. Obtain the optimal price through 3 possible
conditions.

(i)  Inthe case of optimal prices, the completion time of
an order is the same as the delivery time.

(ii)  The best price is located on the border of the price
area.

(iii)  The optimal price is located in the derivative of the
income function and is equal to the gradient of the
penalty function.

In Figure 5, the penalty function (-T') is located below the
p-axis, and each small segment on —T indicates that the order
was completed on time in the price state at this time. Assuming
that when p = 0, the number of orders completed in time at a
given time ¢ is 1, and then, the connection point between
each two-stage function on —T represents the time of comple-
tion of an order at a given time t. When the m orders are
completed, the time of completion is satisfied:

3

t=) (q—p-B—t-6). (26)

1

Il
—

Then,
_ mo; - (1+ 37,0t
e @)
As shown in Figure 5, as the p increases, the order pro-
cessing time decreases gradually until the delay penalty is
reduced to 0 when p increases to p|, i.e., when p > p!, T = 0.
From (24), we can know that the income function is rep-
resented by a concave quadratic function. In the function
image of the upper half of the p-axis in Figure 5, the maximum
point of the profit function is obtained when 0R/dp = 0. We

can get the maximum point of the income function, which is
the highest point in Figure 6:

t_ a0 —tyi 0,
pO - n .
2%

Now, we discuss the interval. If p!, < p, whenp > p!, since
the delay penalty is 0, the maximum profit price is p* = p}.

(28)
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FIGURE 6: The net profit function.

When p;, > py, the situation is more complicated, as discussed
in detail below.

In Figure 5, when p = p}, the derivative of the income
function is 0, while the derivative of —T is positive. When
p > pi, the derivative of R decreases continuously from 0 to
—00 as p increases. At the same time, —T decreases from a
positive value to zero. Therefore, when the derivative of —T is
added to the derivative of R, the optimal solution of the objec-
tive function is obtained, while 0f /0p reaches the minimum
nonnegative value.

If of /op = 0, the best quote is:

_ Yl —10) +wyil, .\ B
2B

Ifof /op # 0, (29) does not apply to calculate the optimal
solution. Based on Figure 5, we have developed a search algo-
rithm to find the best price (optimal price searching algorithm,
OPS algorithm). The main idea of this algorithm is to find the
value of p when (0R/0p — 0T /dp) reaches the minimum non-
negative value.

According to the OPS algorithm, since the iteration num-
ber of the algorithm only depends on the size range of x, we
find that the computational complexity of this algorithm is
O(n), so the solution of this problem is established on the
entire price axis. However, the entire price axis is divided into
price ranges. We assume that the price range is p, < p* < p_, .
Then, we need to compare the size of the boundary between
p"and the price region. The specific section is as follows:

(29)

*
pc+1, pc+1 < p >

P=1P> PSP Spew (30)
pc’ pc < p >
where
Z:Zl‘xi - tz:zﬂi EB a_T
=] e 2Zmb 90
2in % —t+wyil B OR _oT (D)
LB T op op

3.4. Simultaneous Decision of Quotation and Delivery
Time. From Section 3.1, we know that the (p, t) price-time

region can be fixed by the SPT production order, and all price-
time regions of the corresponding production order can be
obtained by the SLA. The solution to the general problem can
be solved in each price-time zone, and time series decision-
making is not important. Therefore, the entire problem is
divided into two simple questions based on the number of
price-time regions.

According to the SLA, the price-time region is a concave
region consisting of two straight-line boundaries, such as the
EF and P,T, lines in Figure 3(b). The mathematical plan for
the price-time region has been given in Equation (13). When
we study the general time-price region problem, the constraint
(13) must be satisfied.

Theorem 3. The obtaining of the optimal solution requires
that any one of the following two conditions be satisfied:

(i) The delivery time is consistent with the order com-
pletion time.

(i) (p".t") is the sequence change point, which means
that (p*,t") allows both the processing time of two
orders to equal zero and the processing time of one
order equal to zero.

Next, we will discuss how the two forms in Theorem 3 can
get the optimal solution. First, suppose the profit is maximized
when the delivery time of one order is the same as the com-
pletion time, and the decision variable (p,t) satisfies (27),
where m is an integer in [1, n], each possible m value in (27)
is computable and replaceable, and a straight line
L,(p= (Xl - (1+X,0)t)/ X, B,)is formed in the p — ¢
Cartesian coordinate system. If there are two intersections
between the straight line L,, and the price-time zone bound-
ary, then the value of m is valid and stored in an M concen-
tration, M = m,m + 1,...,m + ¢, where ¢ is an integer. Then,
in order to find the optimal profit, every element in M is
computable.

Bringing formula (27) into formula (13), all price-time
zone constraints can be reduced to only constraints on time ¢;
that is, all the inequalities in (13) will become the form of
t, <t <t,, where ¢, and ¢, are integrated by the cluster of
inequalities.

Bringing (27) into the objective function (4), the objective
function will become a quadratic function only with respect
to time t; that is:

im0 = (1+ Y00t < 3
Bl B an-w $ 6o

f@t) =
(32)

By comparing the sizes of f(t,,), f(t,,), and f(t|(af/ot) = 0),
the maximum profit is filtered out and the problem is directly
solved. We find a solution to each of M’s candidates and get
the maximum profit at the same time.

Next, we discuss the second condition of Theorem 3 and
find the optimal solution for (p*,¢") at the point of sequence
change. As discussed in Section 3.1, the sequence change point
for a time-price region is the boundary point of the p —¢
Cartesian coordinate system. Each boundary value can be



expressed by Equation (14). In general, the boundary of a spe-

cial time-price region can be represented by c;, - p+ ¢, -t = ¢j5

where j = 1,2,...,s, so the decision variable p is a function of
the decision variable ¢; that is:
Ciz—Ciyp -t
p:(J CJZ ) (33)

j1

Bringing (32) to the objective function (4), the objective
function becomes a quadratic function with respect to the
delivery time t:

j1

i=1 i1
~w ) max(0,C, - t). G
i=1

Bringing (33) to (14), all constraints on the price-time
region become constraints only on time ¢; that is, all inequal-
ities in (13) becomet,, < t < t,,, wheret is determined by the
family of inequality sets. As a result, this problem can be solved
by directly solving f(t,,), f(t,,), and f(tof /ot = 0), and fil-
tering out the maximum profit. We find a solution to the
boundary of the price region at each time and filter out one of
the largest profits.

The optimal questions about (31) and (33) can be resolved
in a clear time-price region. By solving (31) and (33), a detailed
price-time region can be filtered out to obtain the maximum
profit and optimal solution. For general problems, in order to
find the optimal delivery time, we developed a price-time
problem algorithm (PTA). The main idea of the PTA is: first,
form the SPT sequences for all price-time regions; secondly,
based on the formulae (31) and (33), we find the optimal solu-
tion for each time-price region; finally, the optimal solution is
filtered out of the maximum values in all time-price regions
obtained.

Theorem 4. In the case of O(n3), for general problems, the
algorithm PTA can obtain the optimal solution (p*,t").

4. Conclusion

In the manufacturer’s delivery pricing problem for retailers,
the retailer’s demand is a determinant function of the com-
modity price, delivery time, and other attribute variables. In
order to maximize production profits, manufacturers publish
a common optimal product price and a common delivery time
for each customer group. Typically, the manufacturer formu-
lates the relevant production policy through a stable queuing
model, which uses a fixed scheduling rule, such as FCFS,
which is considered as the M/M/1 queue.

Delivery pricing problems based on the M/M/1 schedul-
ing algorithm apply to quotes for mass production for mass
customers. For a single customer group, the pricing, and pro-
duction problems in the context of small batch production
cannot be maximized by the manufacturer’s profits through
the M/M/1 scheduling algorithm. In a single group of cus-
tomers, the customer’s payment preference and delay
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tolerance are different within a known range of price and time
sensitivity. Based on the optimization of production sequenc-
ing, we mainly study the coordination and optimization
between a manufacturer and multiple retailers in a supply
chain.

Under the scenario of order-based production, we studied
the issue of coordination pricing and delivery time quotation
taking into account the detailed production scheduling deci-
sion mechanism and then formulated a scheduling mechanism
that deals with delivery dates, including a price. The mecha-
nism takes into account the customer’s heterogeneity of time
and price requirements and also includes penalties for late
delivery to the manufacturer. In order to maximize the man-
ufacturer’s own profit, we constructed a mathematical model
of the best quotation and delivery deadline and created a price-
time problem algorithm (PTA ) to obtain the optimal solution
of the model. We proposed a solution to the problem of joint
pricing scheduling faced by manufacturers.
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In the present contribution, the problem of establishing tuning rules to proportional retarded controller for LTI systems is
addressed. Based on the Z-decomposition methodology and o-stability analysis, analytic conditions are determined on the
parameters of a delayed controller that guarantee us that the system response reaches the maximal decay rate. The conditions
presented in this paper are tested experimentally in tracking tasks of a flexible joint robotic arm.

1. Introduction

Time delays naturally arise in many mathematical models
from engineering, biology, and physics, among other science
areas. A common belief is that the appearance of these
phenomena can lead to detrimental effects, bad performance
of the system, instability, or even damage to the system [1].
Nevertheless, many contributions have shown that the de-
liberate introduction of a time delay in a feedback control
law can provide a stabilizing effect [2-7] and in some cases
give or improve the robustness property of the system [8].
The stability analysis of linear time delay systems is studied
in the framework of two main approaches: time domain and
frequency domain. The former is based on the well-known
Lyapunov’s criteria and its extensions (Razumikhin and
Krasovskii) or by using linear matrix inequalities (LMIs) via
convex optimization [9, 10]. However, only sufficient sta-
bility conditions are provided, which are generally very
conservative or, in some cases, nonexistent, mainly because
the feasibility of LMIs (whose parameters are adjusted by a
frequency method) is usually nonexistent. The second

approach is based on the analysis of the characteristic
function of the system, where, unlike the temporal approach,
it is possible to provide necessary and sufficient conditions
that do not have a conservative nature.

Even when in the recent decades there is a great de-
velopment in the control theory, where many sophisticated
control schemes have been developed, PID controllers re-
main as one of the most used control strategies in the in-
dustrial environment. According to [11, 12], approximately
90-95% of the industrial control loops still use PID-type
controllers, many of which do not include the derivative
term, mainly because this term induces a noise amplifying
effect that can affect the system performance [12-14] or
because the derivative of the state is not available for
measurement. Some common strategies to avoid the use of
the derivative term and, consequently, the noise amplifi-
cation problem, are the use of filters, and observers or the
implementation of estimation schemes.

On the other hand, a common approach consists in
replacing the derivative term in PID-type controllers by an
approximation of the form
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dx(t) x(f)—x(t—1)
dt T

) 1

and for an appropriate selection of the delay 7, the closed-
loop stability is guaranteed [3, 14-16]. In this framework, in
[17], a method for the migration of a double imaginary
characteristic root to the left half-plane or the right half-
plane under the variation of two parameters of a quasi-
polynomial is presented. The idea of deliberately introducing
time delays in closed-loop systems and considering it as a
control parameter is not a novel approach, but it has been
intensively studied in recent years, see [18-20] and the
references therein. The analysis of such class of controllers
focuses mainly on the following topics: characterization of
the stability crossing curves [21], tuning of delayed con-
trollers to stabilize second-order systems [18, 20, 22] (and its
noise attenuation analysis [23]), the design of proportional
integral controllers for second-order linear systems [19, 24],
and design of maximum decay rate using elimination theory
[25]. Particularly in [26], a Proportional Integral Retarded
(PIR) controller to solve the regulation problem of a general
class of stable second-order LTI systems is presented. This
result ultimately guarantees a desired exponential decay rate
0. On the other hand, design of nonfragile controllers with a
desired exponential decay rate is proposed in [20]. Here, the
authors present conditions on the parameters (k, ks) such
that the p — § controller of the form k, + kse™™ ensure the
stability of the closed-loop system.

Inspired by the previous contributions, in the present
manuscript, following the 9-decomposition methodology
(see [27-30]), it allows us to delimit and decompose the space
of control parameters, determining the stability boundaries by
means of a set of parametric equations that depends explicitly
on the control parameters, which play a key step to allow us to
determine simple analytical expressions for tuning the control
parameters of a Proportional Retarded (PR) control law to
o-stabilize a general class of SISO LTI systems. Under these
conditions, three dominant real roots are placed in —¢, which
guarantees to reach the maximal exponential decay rate in the
system response.

The o-stabilization of a system can be described as the
design and tuning of a controller such that the corre-
sponding characteristic equation of the closed-loop system
has dominant roots with real part less than or equal to —o,
o € R*. The o-stabilization approach can be considered a
robust scheme, since when taking parameters within a
o-stable region and by presenting variations on the pa-
rameters (that do not leave the o-stable zone) the system
stability is assured.

Delay-based controllers have as their main advantages
the simplicity with which control laws are designed and, as
a consequence, their practical implementation facility.
Common applications of such controllers focus mainly on
second-order systems, e.g., regulation problems of DC
servomotors [18, 31], haptic virtual systems [20], under-
actuated mechanical system [32], and numerous academic
examples. In the present proposal, a more challenging
implementation is addressed: a flexible joint robotic arm
(fourth order system), where trajectory tracking tasks are
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addressed. The main challenges for the design of PR
control law are the complexity of its dynamic equations
(mainly by the presence of highly nonlinear elements) and
the appearance of oscillations at the tip of the link [33, 34].
Thus, a first step in the design of the Proportional Retarded
control law is to linearize via an exact linearization ap-
proach the dynamic equations of the flexible joint robotic
arm [35, 36].

The remainder of this manuscript is organized as follows.
In Section 2, the analyzed closed-loop system and the
problem formulation are presented and the o-stability
boundaries are determined. In Section 3, analytic conditions
to determine the maximal decay rate 0* are provided. Section
4 is devoted to both the dynamic model of the flexible joint
robotic arm under the study and the design of the pro-
portional plus delay controller. Also, a complementary tuning
approach is presented. In Section 5, the experimental plat-
form is described and the experimental results are presented.
For comparison purposes, a classical feedback state controller
law is also designed and implemented. The contributions end
with some concluding remarks.

Nomenclature. In the present contribution, R denotes
the real numbers, while C the complex numbers, and Z*
stands for the positive integers. Given a vector x(t) € R",
then x (t)" denotes its transpose. Let s € C | s = a + ib, then
Re(s) = a and Im(s) = b denote its real and imaginary parts
of s, respectively, and i is the imaginary unit. For a function
x(t), %(t) denotes its time derivative and d*x(¢)/dt/ =
x(t) and j € Z* defines the jth time derivative.

2. Problem Formulation

Let us consider a LTI-SISO system of the form
x(t) = Ax(t) + Bu(1), (2)

where A € R™™, BeR", x (t) =[x, (t),x, (£), ....x, (£)]T €R",
and u(t) €R is the control input. Let us propose a state
feedback a control law of the form

u(t) = kyx, () + kyx, () + -+ + K, x, (t), (3)

where %j €R, j=1,2,...,n, denote the controller gains.
This approach demands the knowledge of the complete state
vector. Now, let us suppose that at least one of the velocity
measurements is not available, and then the implementation
of a state observer to estimate the unavailable states would be
considered. Instead of this alternative, let us propose a
delayed controller as follows:

u(t) =k,x; () —kyxy (8= 7) + oy x5 () + -+ + a5 x, (1),
(4)
where kp, k., a ...,a,, € R are the controller gains, and
7>0 is the delay. Here, we assume that the state variable
x, (t) is unable to measure. Then, the closed-loop system is
now of form
X(t) =Apx(t) + Ax(t - 1), (5)

where A, A; € R™". Then, the characteristic function of
system (5) is
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ST

. ,ocn_z) +k,q(s)e ",
(6)

Q(s, kp,k,, Ao ocn_z) = p(s, kp,(xl, ..

where p(-) and gq(-) are polynomials and s € C.

In the subsequent sections, analytic conditions will be
developed on the control parameters k, and 7 that guarantee
a maximal exponential decay rate (denoted by ¢*) on the
system response.

3. Decomposition of the Gain Controller
Parametric Space

As discussed in the introductory section, a key step to de-
termine the analytic conditions on the parameters to achieve
the maximal decay rate is the decomposition of the space of
parameters by means of the &-decomposition methodology.
To this end, we first study the o-stability or stability degree
0 >0 of (6). Then, let us consider o > 0 and by proposing the
change of variable, s — (s — 0), quasi-polynomial (6) takes
the form

Qa(s, kpskpays ..o “n-z) = Q(s -0 ky ke ag,. ocn_z)
= p(s, kp, SR P a)
+k,e"q(s,0)e .
(7)

Following the &-decomposition methodology, we first

compute Q, (-)|,_o = 0:
p(O,kp, Qpyens Oy sy a) +k,e’'q(0,0) =0, (8)

since p(0,kp, ay,. .., 0, 5,0)#0 and g(0,0) #0, then

L - _p(O,kP,ocl,...,(xn_z,a) 9)
r ef’Tq(O, U) !

Now, evaluating Q, (-) for s = iw, w >0, results

p(iw,kp, Qpyens Oy s, a) +ke”q(iw,0)e T =0, (10)

,067,(7 7
n-2 )>=€ zwr. (11)

q(iw, o)

or in an equivalent form:

1 <p(iw,kp,a1,...

- 0T
ke

Then, from Euler’s identity, it follows that

j 7k bl P ] n—22
cos(wt) = — ! Re P(lw b (Xl, 2 0) ,
k.eo" q(iw, o)

(12)

i > k > PR R A
sin (wT) = ! Im p(lw P al, O U) R
k,eo" q(iw, 0)

and from the former equations, an explicit expression for 7
can be written as follows:

1C . <_Re{(p(iw,kp,oc1, .

"0\ T imf(p(iwnkypan

>

.,ocn,z,a))/(q(iw, 0))} +j_71
,ocn_z,a))/q(iw, U)} w
(13)

for j =0, 1, +2,.... Finally from equation (12) yields

B 1 Im{p(iw, Ky oy, .,ocn_z,o) } (14)

" e sin (wT) q(iw, 0)

r

The above analysis is summarized in the following result.

Proposition 1. Consider a quasi-polynomial of form (6), and
then the o-stability regions are bounded by the following
equations.

When s =0,

r _p(O, kp, gy ,ocn_z,a)

, T€eRY, (15)
’ e’’q(0, o)

and for s = iw

>

7= lcot_l< Re{(P(iw, kps @, -
w

.,anfz,a))/(q(iw,a))} +j_;-[
Im{(p(ia), kp,(xl, ..

.,an,z,a))/(q(iw, a))} w
(16)

,oc,,_z,a)}) (1)

q(iw, 0)

r

1 I {p(iw,kp,ocl,...

" e sin (w7T)

where, j =0, +1, +2,.... Expressions (15)-(17) of Prop-
osition 1 define the o-stability boundaries in the para-
metric space (7,k,). To exemplify these stability
boundaries, in Figure 1, a generic parametric map is
presented. The outer region denotes the stability boundary
of the system, that is, it corresponds to the pair (7,k,) for
which the eigenvalues of the system lies on the imaginary
axis, while each one of the inner contour curves define a
region where the system is exponentially stable with a
specific decay rate o > 0. The red point corresponds to the
maximal reachable stability degree, denoted by ¢*, and it
occurs when all the o-stable regions collapse in a single
point (7*,k’) of the parametric space and it is charac-
terized because the characteristic function present a root
of multiplicity at least three at s = ¢* (see [22, 26]).

In the next section, analytic expressions to determine the
maximal decay rate ¢* and the associated parameters
(t*,k;) are presented.

4. Tuning of the PR Control Law

In this section, analytic expressions for determining the
controller parameters 7%, k;, and 0* to reach the maximal
decay rate are provided.

Proposition 2. Let us consider a quasi-polynomial of form
(6), then it has a dominant root of multiplicity at least three at
the point s = —c*, if 0* is the smallest positive real root of the
polynomial:



4 Complexity

o 0"
FIGURe 1: (7,k,) parametric space.
2
Flo) = 1 ap(s,kp, ocl,...,ocn_z,a) _p(O,kp,txl, . ..,ocn_z,a) 9q(s, 0)
p(O, Ky s> 0y ,0) 0s q(0,0) Os -
. 2 9q(s,0) Bp(s, kp’ Apseees Oy s, 0) - p(O, kp, Asees Opyss 0) aq(s, 0) (18)
q(0,0) Os Os q(0,0) Os o
p(O, kp o, e, a) 9*q (s, 0) sz(s, Ky o0,y 0)
! 0,0) 952 ) 952 =0
9.0 s=0 s=0
and the delay T = (o) and the controller gain k, = k, (0", )
satisfy the following relations:
- 1 ap(s, kp,ocl, .. .,an_z,a) - p(O, kp,ocl, .. .,(xn_z,o) 9q(s,0)
p(0kp ey, s, 5,0) Os q(0,0) o |,
(19)

(ap(s, Kpsotps oo @ a))/ (aS)L:o
T et [(0q(s,0))/ (35) | — 79 (0,0)]

Proof 1. If quasi-polynomial (7) has three dominant rootsin ~ dominant roots at s = —g. Thus, conditions Q, (-)|,.o = 0,
s=0, it implies that quasi-polynomial (6) has three (0105)Q, (-)l ;=g = 0, and (az/asz)QU ()s=o = 0 must hold, i.e.,

0=Q,()jseg = p(O, Kyt s, 0) +k,e""q(0,0), (20)
op(s,ky, 0yt 5,0 , _
0= EQU(.) = P( 21 2 ) +k,e’" 9q(s.0) _ 7q(s,0) e *"|| (21)
Js 5=0 Js Os o
& Ip(skpar,.. 0, 00) T3q(s0) _ 3q(s,0)
0= ﬁQa(') B = |: 32 +k,e [ 52 2T s +1°9(s, a)]e . (22)
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Condition (19) follows directly from (21). Now, through
direct computations, it can be verified that equations (20)
and (21) lead us to
o 1 ap(s, kpsotys. 0,5, 0) ~ p(O, kps o, ocn,z,o) 94q(s, 0) (23)
p(O, Ky ys -5 0y 5,0) 0s q(0,0) os ||,
On the other hand, equations (20) and (22), imply that
e - p(O, kp, Qs ees Oy gy 0) 9q (s, 0) - azp(s, kp,(xl, e ocnfz,a) p(O, kp,ocl, e Oy, 0) azq(s, )
0=|7 p(O, kp o, ocn_z,o) 27 200,0) s 3 + 2(0,0) 552 S:O,
(24)
and finally, by substituting (23) in (24), yields
2
Flo) = 1 ap(s,kp,txl,...,ocn_z,a)_p(O,kp,ocl,...,ocn_z,a) 9q (s, 0)
p(0kp 0y, 5,0) s 9(0,0) o ]|,
. 2 0q(s,0) 6p(s,kp,oc1,...,ocn,z,a)_p(O,kp,al,...,ocn,z,a) 0q(s,0) (25)
q(0,0) Os Os q(0,0) Os 0
p(O, L TN 0) 9*q(s,0) 82p(s, Kpsoys .o 0y, 0)
+ - =0,
q(0,0) o |l 9s° -
that completes the proof. O Following the Euler-Lagrange formulation, the equa-

5. PR Controller Design for a Flexible Joint Arm

In this section, the conditions proposed to achieve the
maximum decay rate ¢* are considered for the design of a
Proportional Retarded control law implemented on a flex-
ible joint robotic arm experimental platform.

5.1. Robot Dynamic Model. The schematic representation of
the flexible joint robotic arm is given in Figure 2.

The notation used is as follows (for the sake of simplicity
of notation, in the following, we will omit the time de-
pendence of the functions). 6, and 6, are the angular po-
sitions of the rotating base and of the arm, respectively. ], is
the moment of inertia of the rotating base and J, is the
moment of inertia of the rotating arm. m denotes the mass of
the arm, while [ represents the arm length. g is the gravity
constant, k, is the spring stiffness, and M is the torque
applied to the system. The motor torque M,, and the torque
applied to the system M satisfy the relation M = NM,,,
where N denotes the mechanical advantage of the pulley
system.

tions of motion of the flexible joint robotic arm can be
derived as

M =],6, +],(6,+6,) +nglsin(01 +6,), (26)

0=7,(6,+6,) + k0, +nglsin(01 +0,). (27)

Besides, the control input voltage applied to the motor V'
and the torque M,, are related as follows:

k K N.
M, =-my-mg (28)
Rﬂ’l Rm

where R,, symbolizes the armature resistance and k,, the
torque constant of the motor. Based on the above relations,
(26) and (27) are now of the form

Nk,
R

K2 N?.

V=(]1+]2)él+]292+ 91+nglsin(91+62),

m Rm
0= ]2(91 + éz) + k0, +nglsin(91 +6,),
(29)



FIGURE 2: Schematic of a flexible joint robot arm.

or equivalently

0, = 1,0, — 1,0, + 8V, (30)

éZ = —K392—K4 Sin(el +92)+K191 _8va (31)

where
_k,N?
Kl - ]lRm’
ki
Ky = ]—,
1
ki (J, +71,)
gy = sV I2) (32)
’ 1),
_mgl
Ky = 2,
= kmN.
]lRm

5.2. PR Controller Design. By performing the change of
variables x = [x;x,x3%,]" = [0,60,60,0,]", systems (30) and
(31) can be rewritten as

i= () +g(xV, (33)

where

Flx) = —K1 Xy + KyX5

g(x) = (34)

The first stage in the design of the delayed controller is to
transform nonlinear system (33) into a linear system via
feedback linearization approach. Let us define

Complexity

h(x) =x, + x5, (35)

as the output function. Denoting L fh (x) and Lgh (x) as the
Lie derivatives of function h(x) with respect of the vector
fields fand g, respectively (see [35]). Thus, differentiating the
output function h(x),

a};ix) % =Leh(x)+Loh(x) =x, +x,,  (36)

hx) =
and computing the higher order derivative of h(x),
h(x) = L7h(x),
(3) _73
h'” (x) = Lyh(x), (37)
W (x) = Lih(x) + VL Lyh (),
where
L?;h(x) = (K, — K3)x3 — Ky sin (x; + x3),
L;h(x) = 4 (%, + x4)cos (x7 + x3) + (K, — k3)x,,
chh(x) = (K, — K3) (K%, — K3X3) + Ky sin (xg + x3)
. [(x2 + x4)2 — (1, — x3) + K, cos (x; + x3)]
+ K4 (K3 — 1) x5 cos (x1 + x3),
L,Lyh(x) = —(i; = 3)9.
(38)

Hence, the system has relative degree four. Now, let us
define the state transformation z, =h(x), z, = h(x),
zy = h® (x), and z, = h® (x), then it follows that

z, = Lsh(x),

z, = Lyh (), o)
39

Zy = Lyh(x),

Zy = Lyh(x) + VL, Lih(x).
Thus, the linearizing control function is of the form

1

By denoting h* (x) = z] as the desired trajectory and
h* (x) = Z{jp J=1,2,3,4, as its time derivatives, the
errors functions are defined as e, =z~ z;, then it follows

e, =e

z z,°
é, =e,,
2 3 (41)
€, =€,
€, = U
Now, by proposing the delayed controller,
upg = —kye, +ke, —aje, —ae,, (42)

where the error e, is defined as
g
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€™ h(x'r) - (xr)
=[x, (t-1)+x3(t—7)] - [x] (t —7) + x5 (t - 7)].
(43)
Thus, system (41) in closed-loop, with control law (42),

can be expressed as

e, =Age, + A, , (44)

_ T
where e, = [e e, e e, ] and

0 1
0 0
A, =
0 0 0 1

—k, 0
- (45)
0 000

0000

0000}

[k, 000

A =

The characteristic quasi-polynomial of system (44) is

Q(s, kp,kr, a, ocz) = p(s, kp, al,(xz) +k,q(s)e™, (46)

where p(s,k,, a;, @) = s + a,5° + a;5* + k, and q(s) = ~1.
Now, using the change of variable s = s — 0, (46) takes the
form

Qg(s, Ky ko, az) = p(s, Ky a0, a) +k,e”"q(s,0)e” ",
(47)
where
p(s, kp, a5 0, 0) =s'+ (—40 + a2)53 +(602 - 3a,0 + (xl)sz
+ (—403 + 3a202 - 20410)5

4 3 2
+(0 -0 + a0 +kp),

q(s,0) =-1.
(48)
By Proposition 1, we have that when s = 0,
4_ 4 3 2
- ot —a,0° + a0 +kp) (49)

r ot
while for s = iw

1 Re{(p(iw, k, o, a))/(q(iw, 0))} jm
T =—cot - +
Im{(p(iw, kp, o, 0, 0))/ (q(iw, 0))}

w
1 Im{p(iw, kp,(xl,(xz,a) }’

T e sin (07) q(iw, o)

>
w

r

(50)

where j =0, +1, +2,... and

Re{ W } =o'+ 04203 —(oc1 - 6w2)02

2 4 2
“3awo-w a0 —kg,

Im{%} — 0[46 300" +(~40 + 20, )0

+cx2w2].
(51)

According to Proposition 2 we first compute Q, (s, k,,
k. o, 05)l—p as well as its first and second partial de-
rivatives, that is,

Q, (-)lS:O =e"'k, = ot - oc203 + ocla2 +k, (52)
9 =1¢"k, = 40° — 3a,0” + 2 (53)
;Qg(') L= T Ky =407 —3a,0" + 2010,
aZ
720 - 7°e”k, = 120° - 60,0 + 24,. (54)
-

From (52) and (53), we get

40°-30%x,+20q

T= s 55

ot - oo, + 0%ay +k, (55)
and from (52) and (54), it follows that
1202 — 600, + 20

2 2 1 (56)

= 3 2 :
ot - ooy + 0%y +k,

Substituting (55) into (56), we have
f(0) = 40° - 60°a, +(20c1 + 30(%)04
- 4o, 0,0° +(2(x% - 12k‘l,)(72 +60,k,0 = 2a,k,,.
(57)
Summarizing, for given k,, a;, and ,, then if ¢* is the
minimum real solution of polynomial (57), then the gains of
the controller that determine the ¢* stability of the system
with a root of multiplicity at least three are established as

. A40") -3(0")a, + 20"
(0 = (0", + (0°) ey + k)

(58)

0" (4(0%)’ - 30", + 20)
- T*e0' T

K (59)

In the previous procedure, analytic expressions to de-
termine the optimal values of parameters k;, 7*, and o* were
determined, but there are no words about parameters «;, «,,
and k,; thus, in the subsequent paragraphs, a simple
methodology for preselection or approximation of these
parameters is presented.

First, by computing the Maclaurin series e™*" = 1 — s7 +
((7%s%)/2) — ((13s®)/6) and substituting it in (47), we obtain
the expression



k ’k
Q=st+{ 2 - s

+ (kp - kr).
(60)

Now, it is desirable to select the controller gains
kp,a;, and a, in such a way that the dynamics of the close-
loop system follow those of a proposed Hurwitz polynomial
of the form

2
Pa(s) = (s2 +2¢w,s + wfl)
=s' + 4fw,s’ +(2‘Ui + 4£2wﬁ)sz +4fw)s + wr,
(61)
where &, w, >0. In order to match the dynamics of poly-

nomials (60) and (61), the following parametrized condi-
tions must be fulfilled:

3
k> 7(;15;5‘) +wp, (62)

2 2 2 (45(03,)2
o = 2w, + 48w, + 72(1% - wﬁ)’ (63)
3\3
a, = 4w, - (AIL”)Z (64)
6(kp - “’n)

Remark 1. Tt is worth mentioning, that expressions (62)-
(64) can be considered only as a starting point to set the
controller gains k,,a;, anda, and must be adapted
according to the control designer expertise. On the other
hand, expressions (57)-(59) guarantee to reach the maximal
decay rate for given parameters k,, a;, and a,.

6. Practical Implementation

In this section, the designed PR control law (40) is imple-
mented in a flexible joint arm experimental platform using
Matlab-Simulink, through a data acquisition device. The
effectiveness of the proposed control law is assessed by
means of tracking a rest-to-rest angular position reference
trajectory. For comparative purposes, a feedback state
control is designed and implemented in the experimental
platform.

6.1. Experimental Setup. A block diagram of the experi-
mental prototype is presented in Figure 3. The experimental
platform incorporate a DC motor NISCA model NC5475,
attached to a rotating base trough a belt pulley system with a
16: 1 ratio. The flexible joint consists of a main arm attached
to the rotating base by springs. The angular positions, of the
rotating base and the arm, are measured by incremental
encoders. The data acquisition task was performed by a
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Computer

Data acquisition card

Power amplifier

@4— Flexible joint arm system

FIGURE 3: Diagram of the experimental platform architecture.

Sensoray 626 card. The control law was implemented in a
Matlab-Simulink real time model, where the sampling pe-
riod was fixed to be 0.001 s. The values of the flexible joint
robotic arm parameters are [ =0.5m, m =0.1633kg,
J, =0.0136kg-m?, ], = 0.002405kg-m?, k, = 4N-m/rad,
and N = 16, while the motor parameters are k,,, = 0.0724 N -
m/A and R,, = 2.983 Q.

6.2. Feedback State Control. In order to compare PR control
law (42) with a classical controller, we propose a feedback
state control (FS):

Upg = _ﬁlezl - ﬁZez2 _ﬁi’aez3 _ﬁ4ez4’ (65)

where the set of gains [, 3,, 55, 84] are positive constants.
Using (40) and (41), we obtain the close-loop dynamic error:

4 3 . .
el + el + Bsé, +Boé, +Pre, =0, (66)

The characteristic polynomial is matched with a Hurwitz
polynomial of the form
Pr(s) = s* + B,s° + Bas” + Bos+ B, = (52 +2(@s + @2)2.

(67)
The set of controller gains is chosen as follows:
B =a",
B, = 4@,
(68)
.= 400" +20°,
B, = 4{a.

6.3. Experimental Results. The PR controller gains were
selected as follows. We first proposed ¢ = 1.8 and w,, = 49,
and the gains k,, «;, and «, were selected from equations
(62)-(64); after a slight adjustment, the gains were setted as
k,=45x10", a; =57x10% and a, = 80. On the other
hand, the minimum real solution of (57) was ¢* = 28.5495,
then using equations (58) and (59) we obtained the values
7% =0.0349 and k; = 3.3 x 10”.

In Figure 4, the o-stability boundaries are depicted. The
red mark represents the maximal achievable decay rate and
corresponds to the place where all the o-stable regions
collapsed in a single point. According to (68), the FS con-
troller gains were selected as follows ¢ = 1.8 and @ = 52.
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The initial conditions for both experiment PR and FL
controllers are setting 6, = x,(0) =0 and 6, = x,(0) = 0;
this implies that output function (35) is h(x) = 0. The de-
sired trajectory h* (x) starts at time t = 0 in the position
h* (x) =0, when the time is t =1, and it moves in 0.6
seconds. So, when t = 1.6 and h* (x) = 7/2, it remains in this
position for 8 seconds and after this time the reference is
moved to the initial location in 0.6 seconds, that is, h* (x) =
0 when t = 10.6, and it remains in this position until the test
is finished.

Vibrations are a common phenomenon in this class of
systems, mainly when rest-to-rest point task is required.
Figure 5(a) shows the PR controller performance, the
output trajectory tracking hpp (x) depicted in red, and the
desired trajectory h*(x) in black. In the same way, in
Figure 5(b), the FL controller output hpg(x) is depicted in
blue. We can notice that both outputs hpg (x) and hgg (x)
smoothly follows the desired trajectory avoiding overshoot,
as well as undesirable oscillations. The tracking trajectory
errors epp (up) and epg (bottom) are shown in Figure 6. PR
error, denoted by epg, is bounded in a neighborhood of
[-0.02,0.02] rad, while FL error (eps) is bounded in a
neighborhood of [-0.02,0.03]rad, and it shows some

oscillations and a mayor amplitude in comparison with the
PR controller.

PR voltage input (Vpy) is depicted in Figure 7(a) and the
maximum amplitude of the signal is approximately
[-15,15] Volts, and it does not present noise when the
system is in the steady state, and FS voltage Vg is shown in
Figure 7(b). Here, we can notice similar performance of both
Vpr and Vg in amplitude and form, but Vg shows a clear
increase in noise and frequency: In order to clarify this
statement, a Power Density Spectrum (PSD) of each voltage
control is depicted in Figure 8. As we can observe, PRpgp
exhibits low-frequency components with a small peak at
7.7Hz. On the other hand, FSpg, shows more high-fre-
quency components. Low-frequency components on the PR
controller give us some advantages such as less wear on the
actuators, less power consumption, and vibrations, among
others. The above can be verified by observing Figures 9 and
10, where the performance of the system is evaluated by
means of a quadratic index for both the error and the applied
voltage.

Now, it is desirable to evaluate the performance of the
flexible joint robotic platform in other points of the para-
metric space (7,k,). Here, we consider points with similar
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FIGURE 8: Power spectrum density.

control parameters but with different exponential decay rate
o and consequently a different delay 7. These points are
depicted in Figure 4 and its control parameters are given in
Table 1.

The system responses, at the selected points, are
depicted in Figure 11, where it can be seen that the control
tasks were carried out satisfactorily. Since each of the points
corresponds to different o-stable regions with a specific
decay rate, the zoom at the bottom of Figure 11 allows us to
note that the transient response of the system vanishes

according to Table 1, and as expected, the system achieves
the maximal decay rate at the point ¢* = 28.5495. A similar
statement can be made, when the error signals are analyzed
(see Figure 12).

Remark 2. The o-stability approach provides us some
benefits from the robustness perspective. Since the pa-
rameters 7% and k, are selected deep inside the stability
region, the effect of parameter variations only affect the
decay rate but not the stability property. This statement can
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TaBLE 1: Parameters (k,, ) and settling time.
Parameters Settling time
Color o k, T (s) Time (s)
Cyan 2 3.5e7 0.006767 1.128
Blue 6 3.5e7 0.01775 0.947
Magenta 12 3.5¢7 0.02784 0.655
Red 28.5495 3.3e7 0.0349 0.321

be verified in Figures 11 and 12, where the performance of
the system is evaluated for parameters (7, k,) taken far from
the point (7%, k; ). It can be appreciated that the further the
control parameters are selected from the point (7%, k), the

11
2 T T T T
1.58
g 1F-----f-r-
£
05 F- - o
1.56
0 Co241 389
; ; : :
0 3 6 9 12
Time (s)
—— 0" =28.5495 — 0=6
— 0=12 — 0=2

FiGure 11: Trajectory tracking results.
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FIGUure 12: Tracking error signals.

greater the decay rate will be, but the stability of the system
remains.

7. Conclusions

Analytic conditions for the design of proportional retarded
controllers that guarantee reaching the optimal decay rate
for a general class of LTI systems are presented. A detailed
design of a proportional retarded controller, which shows
the ease with which the proposed conditions can be com-
puted and implemented, is developed for the control of an
experimental platform that consists of a flexible joint robotic
arm. The experimental results illustrate the effectiveness of
the conditions and show remarkable tracking of rest-to-rest
trajectories avoiding oscillations, noise, and overshoot.
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This paper proposes a state-feedback controller using the linear matrix inequality (LMI) approach for the robust position control
of a 1-DoF, periodically forced, impact mechanical oscillator subject to asymmetric two-sided rigid end-stops. The periodic
forcing input is considered as a persistent external disturbance. The motion of the impacting oscillator is modeled by an impulsive
hybrid dynamics. Thus, the control problem of the impact oscillator is recast as a problem of the robust control of such disturbed
impulsive hybrid system. To synthesize stability conditions, we introduce the S-procedure and the Finsler lemmas by only
considering the region within which the state evolves. We show that the stability conditions are first expressed in terms of bilinear
matrix inequalities (BMIs). Using some technical lemmas, we convert these BMIs into LMIs. Finally, some numerical results and
simulations are given. We show the effectiveness of the designed state-feedback controller in the robust stabilization of the
position of the impact mechanical oscillator under the disturbance.

1. Introduction

In diverse mechanical systems, there are some working
conditions and parameters leading to the exhibition of
impacts between the oscillatory elements of certain me-
chanical systems due to the presence of gaps. Some
impacting mechanical systems are the impact dampers, the
inertial shakers, the impact print hammers, the pile drivers,
the shock absorbers, the forming machines, and much more
[1-3]. In one-degree-of-freedom (1-DoF) mechanical os-
cillators, impacts can occur with rigid/soft end-stops,
whereas in multi-DoF oscillators, collisions can also occur
amongst moving elements. The wide interest in these
impacting systems has spurred researchers and engineers to
analyze their motions and hence the implications of impacts,
as, for example, in [3-17].

In some working cases, impacts between interacting
bodies are considered intrinsic for the operations of many

engineering devices. Nevertheless, impacts may provoke
some dangerous effects such as impulsive severe forces, rapid
transfer of energy, and stresses and provokes a degradation
of the performance of the mechanical systems, where we
expect to observe a smooth behavior [2, 3,7, 8, 12, 14]. These
effects can lead then to the exhibition of chaotic responses.
Thus, the objective is to improve the response and the
performances of these impacting mechanical systems
through control. The motion of these impacting systems is
governed by an impulsive hybrid dynamics, which is
composed by a differential equation and an algebraic one
associated with its impact conditions. Thus, due to this
impulsive hybrid dynamics, which is considered complex
enough for analysis and control, the synthesis of controllers
for these impacting systems is difficult to realize.

Some control techniques can be found in the literature.
The OGY method has been widely adopted and applied to
control chaos in vibroimpact systems [13, 18-22]. Some
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other authors, e.g., [23-27], used other control techniques
such as an external driving force, a delay feedback, a dis-
placement feedback, a discrete-in-time feedback control,
and a damping control law, among others. Authors in [28]
used a feedback control input to control the position of a 1-
DoF impact mechanical oscillator with two asymmetric end-
stops. Authors in [29] controlled chaos in a 1-DoF impact
oscillator with only one rigid constraint.

In this paper, we consider the control problem of the
position of a 1-DoF impact mechanical oscillator with two-
sided rigid end-stops [28, 30-32]. Such an impacting os-
cillator is periodically forced via an external sinusoidal input,
which will be considered as a persistent disturbance to
compensate its effect via a robust control law. Our main idea
lies first in adding a control input to the impact oscillator.
The synthesis of the control law will be realized using the
LMI approach. In this paper, we will consider the whole
impulsive hybrid dynamics of the two-sided 1-DoF
impacting oscillator. Both the differential equation and the
algebraic equations are considered in the design of the
stability condition. In our previous works [30-32], the
impact dynamics was not taken into account in the design.
Only the differential equation was considered. Moreover, we
adopted a state-feedback control law to stabilize the
impacting motion around the zero-equilibrium point. As in
[28], the forcing input, as a known signal, was canceled via
the controller [30]. However, in [31, 32], the forcing input
was considered as a disturbance. In this work, we will adopt a
state-feedback controller to robustly stabilize the impulsive
hybrid dynamics of the two-sided 1-DoF impact oscillator.

In order to synthesize the stability conditions, we use
first the S-procedure lemma in order to only take into
consideration the working region of the two-sided impacting
oscillator, that is, the region between the two end-stops. In
addition, we use the Finsler lemma in order to develop
stability conditions for the algebraic equation and using the
impact conditions. We show then that these stability con-
ditions are expressed in terms of bilinear matrix inequalities
(BMIs). In order to obtain numerically traceable LMI
conditions, we use mainly the Schur complement and the
matrix inversion lemma. Authors in [33, 34] used the LMI
approach and these previous lemmas, except the Finsler
Lemma, in order to design stabilizing controllers for an
underactuated mechanical system, namely, the inertia wheel
inverted pendulum, for which its motion is constrained by
two symmetric end-stops. Its dynamics is nonlinear and
does not present impacts. Our objective in this paper is to
extend the design methodology adopted in [33, 34] for the
two-sided 1-DoF impact mechanical oscillator, which is
characterized by an impulsive hybrid dynamics.

The main contributions of this paper are summarized as
follows:

(i) A robust state-feedback control law is designed to
stabilize the 1-DoF double-sided mechanical os-
cillator subject to two asymmetric rigid constraints
and an external persistent disturbance.

(ii) Stabilization of the impulsive hybrid dynamics of
the impacting oscillator, where the continuous
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dynamics and the impact dynamics are both con-
sidered in the synthesis of the stability conditions.

(iii) Via the S-procedure and Finsler lemmas, the sta-
bilization conditions of the closed-loop impulsive
hybrid system are first obtained and expressed in
terms of BMIs. The stability conditions are con-
sidered to be only satisfied inside the working
region.

(iv) By means of the Schur complement lemma and the
matrix inversion lemma, the previous BMIs are
converted into LMIs.

(v) Several simulations are presented to show that the
designed robust control law is able to compensate
the effect of the external persistent disturbance and
hence stabilize the impact mechanical oscillator at
the zero-equilibrium point.

The structure of this paper is as follow. In Section 2, the
two-sided 1-DoF impact mechanical oscillator is presented.
Its impulsive hybrid dynamics is also presented in this
section. The problem formulation and the technical lemmas
used through this paper are given in Section 3. Section 4 and
Section 5 are devoted to the synthesis of the BMI and the
LMI stability conditions, respectively. In Section 6, the
numerical results and simulations are demonstrated. Finally,
the conclusion is addressed in Section 7.

2. The Double-Sided 1-DoF Impact
Mechanical Oscillator

2.1. System Description. Figure 1 shows a 1-DoF impact
mechanical oscillator with asymmetric double-sided rigid
end-stops. The impacting system is composed of a mass m
interconnected to the right end-stop by both a spring of
stiffness k and a dashpot of damping coefficient (. The gap
between the mass m and the rigid stop is d. A second rigid
end-step is localized at the left away from the mass of a
distance I. The motion impact oscillator is excited via a
sinusoidal force input v = p cos(wt), where the parameters
w and p are the excitation frequency and the excitation
amplitude, respectively. In Figure 1, u is an additional input,
the controller, which will be designed next to control the
position of the impact oscillator to the zero-equilibrium
point.

From an initial condition, the mechanical oscillator will
oscillate horizontally along the axis x and will produce
impacts with the two asymmetric rigid constraints with the
same coefficient r of restitution inducing hence an in-
stantaneous transition of the velocity.

2.2. Impulsive Hybrid Dynamics of the Impact Oscillator.
The dynamics of the two-sided 1-DoF impact mechanical
oscillator is governed by the following system:

mX + 2{%x + kx = pcos(wt), forl<x<d, (1a)

forx=dorx=1, (1b)

+ — .+ . —
X =x andx =-rx,
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N_________

FiGure 1: A 1-DoF impact mechanical oscillator under two
asymmetric rigid end-stops.

where X, X, and x are the acceleration, velocity, and dis-
placement of the mass of the impacting oscillator, d and / are
the right bound and the left bound, respectively, and sub-
scribes * and ~ in (1b) denote, respectively, just after and just
before the impact.

2.3. A Brief Look on the Impacting Behavior. It is well known
that the double-sided 1-DoF impact mechanical oscillator
generates periodic and chaotic behaviors with respect to the
parameters p, w, {, d, I, and r. We refer our reader to [28] for
turther details and some bifurcation diagrams. As in [28],
the adopted values of different parameters in dynamics (1a)
and (1b) are m=1kg, k=1N/m, {=0.05N/(m/s),
d=03m,/=-0.1m, p=0.5N, and r = 0.8. Figure 2 shows
the behavior of the impact oscillator for w = 0.8. In Figure 2,
we plotted the temporal evolution of the position and the
velocity of the impacting mechanical system. Figure 3 reveals
the corresponding phase portrait simulated for such value of
the parameter w. In Figure 4, we presented three Poincaré
maps. Figure 4(a) shows the stroboscopic Poincaré map,
which reveals the state of the impact oscillator at the period
T. Figures 4(b) and 4(c) reveal the impact Poincaré maps.
The first one in Figure 4(b) shows the impact time of the
oscillator with the right bound with respect to its impact
velocity. However, the second impact Poincaré map in
Figure 4(c) shows the impact time with the left rigid con-
straint with respect to the impact velocity. These previous
portraits in Figures 2, 3, and 4 demonstrate that the 1-DoF
impact mechanical oscillator displays a chaotic behavior.
It is worth to note that it is possible to characterize chaos
exhibited in the motion of the 1-DoF impact mechanical
oscillator presented in Figure 2 and then in Figures 3 and 4
by means of the spectrum of Lyapunov exponents. Authors
in [35] computed numerically the Lyapunov exponents in
mechanical systems with impacts using a transcendental
map. They applied their computation procedure for the one-
sided 1-DoF impact oscillator and also for the impact-pair
system. Moreover, authors in [36] computed the Lyapunov
exponents of a cantilever beam impacting on a moving base
using a discrete modeling. Some other works have also been
developed for this subject, as, e.g., in [37, 38]. Author in [39]
presented a general method for the calculation of Lyapunov
exponents for dynamic systems with discontinuities and
then with impacts. Thus, a forced impact oscillator with dry

Mass state

Time (s)
—— Position (m)
--~- Velocity (m/s)

FIGURE 2: Temporal evolution of the mass position of the double-
sided 1-DoF impacting mechanical oscillator for w = 0.8.

Velocity (m/s)
(=)

0.05 0.1 0.15 0.2 025 03 0.35
Position (m)

~0.6 ! . .
-0.15 -0.1 -0.05 0

FIGURE 3: Phase portrait of the double-sided 1-DoF impacting
mechanical oscillator for the parameter w = 0.8 showing a chaotic
attractor.

friction was presented as an illustrative example. In [40, 41],
authors computed the spectrum of Lyapunov exponents for
more complicated impulsive hybrid systems, namely, the
biped robots, using an explicit analytical expression of the
(hybrid) Poincaré map.

3. Problem Formulation and Preliminaries

3.1. Problem Statement. Letz = [x x]" be the state vector.
Then, relying on the equations in (1a) and (1b), the impulsive
hybrid dynamics of the 1-DoF impact mechanical oscillator
under the double-sided rigid constraints is given as follows:

2=z + RBv, aslongasl < € z<d, (2a)

2" = Rz, whenever € z=dor €'z =1, (2b)
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FIGURE 4: Phase portrait of the double-sided 1-DoF impacting mechanical oscillator for the parameter w = 0.8 showing a chaotic attractor.

where

1 0
% = [0 -r
note that d >0 and [ <0.

Our main objective in this work is to control the position
of the impacting oscillator to the zero-equilibrium point.
Then, we need an additional external input, saying u, as the
controller, which will be designed next. Moreover, the signal
v will be considered next as an external disturbance input
applied to the oscillator. Actually, we will consider a general
form of the disturbance torque v that can take any expression
such that |v| < p. Accordingly, in (2a), we will have (u +v)
instead of v. Thus, the impulsive hybrid dynamics (1a) and
(1b) becomes

‘| [}

], € = [ (1) ], and v = p cos(wt). Moreover, we

0 1
—(kim) —(2¢/m) |’

2=81+ RBu+ Bv, aslongasz € Q, (3a)

(3b)

72" = Rz, wheneverz e I.

In (3a) and (3b), T represents the impact surface and Q
reveals the oscillation space. They are defined as follows:

Q :{z € R2X1,l<‘€Tz<d},

4
I={zeR™,®'z=dor€'z=1}. @
Our objective in this work is then to design the controller
u for the disturbed impulsive hybrid systems (3a) and
(3b)-(4) of the 1-DoF impacting mechanical oscillator to
robustly stabilize it at (around) the zero-equilibrium point
even in the presence of the external disturbance input v. For
this subject we assume that all the states, i.e., the position x
and the velocity x of the mechanical system are available for
measurement. Then, under this assumption, we will adopt
the following state-feedback controller:

Kz, wheneverz € A,
u= (5)

0, elsewhere,

with
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A:{xeR,x2>s}, (6)

where F € R" is a constant gain matrix to design next
using the LMI approach and ¢ is a small enough positive
constant. The set A in (6) defines the region within which the
state-feedback control law is activated. This set A can be
recast as follows:

A={zeR™,2'€€ z>¢}. (7)

Remark 1. Ttis worth to note that the condition z/ €€z > ¢
defining the set A in expression of the state-feedback control
law (5) was added in order to overcome a certain solving
problem of the LMI-based stability conditions of the closed-
loop impulsive hybrid systems (3a) and (3b) under the state
constraints in (4) using the Lyapunov approach [33]. Such a
problem will be discussed later (see Remark 4). In [33],
authors used the constraint ||z|* > ¢ on the state-feedback
control law in (5). This last condition is identical to the
constraint z' €€’z > eif € = .7,. We emphasize that the
new condition zZ/ €€"z > e in (7) will provide less restrictive
LMI conditions compared with that obtained via the con-
dition z'z > e.

By substituting expression of control law (5) in dynamic
model (3a), we obtain then the following closed-loop im-
pulsive hybrid dynamics:

2=(A+RBH)L+ RBv, aslongasz € Q, z € A, (8a)

2" = Rz, wheneverz €T, z € A. (8b)

Remark 2. Tt is worth to note that in [28], the position
control of the double-sided 1-DoF impacting mechanical
oscillator was achieved using the following control law:

u=2x+kx—-v(t)—m(ax +bx), (9)
where the two design parameters a and b are determined
such that the eigenvalues of the matrix [ _Ou —1b] are with

negative real parts.

In the next part of this work, we will focus on synthe-
sizing stability conditions for the closed-loop impulsive
hybrid systems (8a) and (8b).

3.2. Preliminary Lemmas. Before synthesizing the stability
conditions for the impulsive hybrid system (8a) and (8b), we
need the following technical lemmas. In the sequel, and in
large matrix expressions, the symbol () replaces terms that
are induced by symmetry. Moreover, Q+ & + (%) =
Q+Z + X" In addition, .7 and O stand, respectively, for
the identity matrix and the null matrix with appropriate
dimensions.

Lemma 1 (the Young inequality [42]). For given constant
matrices X and Y with appropriate dimensions and any
positive scalar A, the following inequality holds:

XY + YIX < AXTX + 27 YTY. (10)

Lemma 2 (the matrix inversion lemma [33, 34]). For given
invertible matrices X and Y such that X € R™" and
Y € R™. Moreover, given matrices U and V are of ap-
propriate dimensions U € R™™ and V € R™". Then, the
matrix inversion lemma is

X+uYV) ' =x"'-X'y(Y'+Uux'v) vxL
(11)

Lemma 3 (the Schur complement lemma [42]). For given
matrices @ = @', R =R", and S with appropriate di-
mensions, the following propositions are equivalent:

[@ S] 0 (12a)
>0, a

sT

R >0,

Q-SE'ST>o0. (12b)

Lemma 4 (the S-procedure lemma [33, 34, 42]). Let

Foooos 5’7p € R™" be symmetric matrices. We consider the
following condition on F,..., F
(T.°70(> 0 forall § + 0, suchthat CTgl-Cz 0, i=1,...,p
(13)
If there exist scalar variables T, >0, ..., T,>0, such that
P
Fo- ) 1,F;>0, (14)
i=1
then (13) holds.
Lemma 5 (Finsler’s lemma [43]). Let,
xeR",@= @ eR™, and RBeR™ such that

rank (B) <n. The following statements are equivalent:

(i) xT@x <0, forall Bx =0, x+0
(i) U eR: Q- uRB B <0

Remark 3. In this paper, we will use the LMI approach to
cope with the control problem of the 1-DoF impact me-
chanical oscillator, which is described by a second-order
dynamics. We will design a robust control law in order to
stabilize the position of such mechanical systems with im-
pulse effects. Actually, the presence of an impulsive effect can
influence the behavior of the solutions and cause dangerous
effects in some applications. More than that, the presence of
impulsive effects can cause instability of the whole behavior
of the impacting mechanical system. These systems are
defined by an impulsive hybrid dynamics for which the
system undergoes a very instantaneous transition when
reaching some state-dependent conditions, as in our case for
the two-sided impact mechanical oscillator. Then, in this



paper, we deal with an impulsive hybrid system, which is
more complicated than a simple nonlinear system.

In addition, we stress that we deal with homogeneous
models (3a) and (3b) allowing the interaction between
discrete and continuous parts and the stabilization process
was realized for whole models (8a) and (8b). Only the
continuous part/model (3a) was found to be under control,
whereas the discrete model (3b) or (8b) is without control
and also is unstable (the two eigenvalues of the matrix & are
1 and —r). Hence, the main challenge of the present work is
to stabilize robustly the whole impulsive hybrid dynamics
using a single controller for the continuous part.

Furthermore, to design the stability conditions of the
closed-loop systems (8a) and (8b), we will only consider the
working region, inside which the state vector is defined and
then the impact mechanical oscillator evolved. Actually, we
have two working regions: one for the continuous part and
another for the discrete part. For the continuous model, the
working region is that between the two asymmetric rigid
end-stops, that is, the set Q) defined by (4a). However, for the
discrete model (8b), the working region is the two end-stops,
which are defined by the impact condition and then set T
defined by (4b). We will use the S-procedure lemma to deal
with the working region ) and the Finsler Lemma to
consider the working region I' for the design of the stability
conditions.
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4. Synthesis of the Robust State-Feedback
Control Law: BMI Conditions

In order to synthesize stability conditions of the disturbed
impulsive hybrid systems (8a) and (8b), we adopt the fol-
lowing Lyapunov function:

Y (z) = 2] Pz, (15)

where P = P
Thus, the asymptotic stability conditions of systems (8a)
and (8b) are given by

7 (z)>0 stze,zel, (16a)
7(z) <0, stzeQ,zeA, (16b)
7(2)-7 (2 )<0, stzel,zeA. (16¢)

Theorem 1. The closed-loop impulsive hybrid systems (8a)
and (8b) subject to the external disturbance v, with ||v|| < p, is
asymptotically and robustly stable if for some fixed parameter
0<e<x 1, there exist a symmetric matrix P, a matrix K,
positive scalars «;, &, 03, &4, By, oy B3> Bas and A, and free two
scalars &, and &, such that the following matrix inequalities
are feasible:

P-BEE  (B-B)F
>0, (17a)
(%) €Bs — 2, d + 2P,
P(A+RBH)+ (%) + \PRBRB' P + 0, 8C" ~(-a))8 ]
2 <0, (17b)
(%) %—8063 +20,d - 2a,]
o T T 1
[ RPR-P -8 6CC +a0,6F £,d€ <0, (170)
(*) —oye—&,d?
o T T
[ RPR-P-E,6€ +5,66 &€ <o (17d)
() —Pae =&l
z
Proof. The constraints z € Q, z € A, and z € T can be re- W,(2) = [ &’ -d ][ ) ] =0, (18d)
written as follows:
o oqTr
W ()=| “l<o (18a) Wi =& -1]| | =0 (18¢)
! 1] [ %) —2d][1] > 1
I The derivative of the Lyapunov function (15) is given as
z z
W, (z) = <0, (18b) follows:
1 1] | *) 21 1 .
V(2)=22"P (A + BH)z+ 21 PRBv. (19)
(2] —%%T
W, (z) = ] [ ] (18¢) Relying on the Young relation (Lemma 1) and as |v| < p,
[ 1) we obtain the following condition:
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2
2 PRy <\ PRBRB Py + %, (20)

with 1> 0.
By substituting expression (20) in relation (19), then the
stability condition becomes

217 g’(d+.%.%)+(*)+l.9“.%.%Tg’ [0)
%(z):[l]

P L1

(%) T

(21)

In addition, using the algebraic equation in (8b), then the
stability condition in (16¢) becomes

W(z) =2 (RPR - P)z<0. (22)
Accordingly, based on the previous expressions, the

stability conditions in (16a)-(16¢c) are reformulated as
follows:

Y (2)>0, st W, (2)<0, W,(2)<0, W (z)<0,
(23a)

U(z)<0, st. W, (z)<0, W,(z)<0, W ,(z)<0,
(23b)

W (2)<0, st.W,(z)=00rW(z)=0, W,(z)<O0.

(23¢)

Relying on the S-procedure lemma (see Lemma 4) and based
on the Finsler lemma (see Lemma 5), the conditions in (23a)-
(23¢) are equivalent, respectively, to the matrix inequalities in
(17a)-(17d), for some positive scalars o; and f;,7 = 1,2, 3,4, and
£, &, € R. This completes the proof of Theorem 1. O

Remark 4. It is worth to note that if we choose ¢ = 0 in ex-
pression of controller (5), then we will have z € R". As a result,
the (2,2) element in BMI (17a) (resp. BMI (17b)) becomes
—2f,d + 2B,1 (resp. (p*/A) + 2a,d — 2a,1). Asd >0 and [ <0,
then it  follows  that -2f,d +2B,1<0 and
(p*/\) + 2a,d — 2a,1 > 0. Hence, the two BMIs (17a) and (17b)
are unfeasible. Therefore, to solve such a feasibility problem, we
add the constraint zZZ €€ z>¢ on the state-feedback con-
troller and with ¢ as a small enough positive parameter.

5. Synthesis of the Robust State-Feedback
Control Law: LMI Conditions

It is worth mentioning that the four inequality conditions in
(17a)-(17d) in Theorem 1 are BMIs. Thus, to solve the
stability problem of the closed-loop impulsive system by
finding the feedback matrix gain & of the state-feedback
control law (5) and the corresponding Lyapunov matrix &,
we should transform these BMIs into LMIs.

Theorem 2. The impulsive hybrid systems (3a) and (3b)
subject to the external disturbance v(t), with ||v(t)| < p, is
robustly and asymptotically stabilizable by the state-

feedback control law (5) if, for a scalar 0<e<1 fixed a
priori, there exist a symmetric matrix S, a matrix K, and
positive scalars i, piy, 3, fyp > M M3 M §10 S5 A, and p
such that the following LMI-based optimization problem is
feasible:

z maximize p
<0.
P [ ]

minimize Y,

s.t.

(§ % L% —~5% 0]

2d 21

(x) en; O 6 O (24a)
1

) ) om0 15 >0

1
() ) O

L(x) () () (%) 75

——(.915+.93§')+(*)—/\.%.%T SE 271118% —%é"g 06 0
() eu; O 6 6 0O
1
(*) (%) ¥ 9 O s -0
1
(%) (x) (%) -5 O s
() (*) (%) (x) A p
() (*) (%) (%) (%) psd
(24b)

2

-~ d
s+&%%T+(*)-(gl+;y4>%%T SEC SA

>0,
(*) e O
! (%) x) &
(24¢)
- . lz
S+8CE + (%) -(52 + ;114)%%T SEC SR
>0.
(*) n, O
! (%) x) &
(244d)
Hence, the state-feedback gain is given by
H=KS™", (25)



and the maximum bound of the disturbance is defined as
follows:

p
= (26)
b U3

Proof. We begin first by linearizing BMI (17a). Let us pose
S8 = P'. We pre- and postmultiplying (17a) by the matrix
diag (&, 1). Thus, we obtain the following condition:

[c"—ﬁsé"'@"@T& (B -B,)S€ }0

(27)
() efs = 21d + 23,

For simplicity, posing /| = [ m 0 ] with 7, = B,

Lo [2d o () 1, 1
m=p" @ =[0 _21],?=[é’<‘6 —6’%],3:[1],

and 73! = &f;. Then, it is easy to show that f; — 23,d +
2Bl =15t - LT(@N ) 'L and (B, - B,)SEC = EN ' ZL.
Hence, the matrix inequality (27) becomes
{os’ —(en,) ' SBE'S A ] .
> 0.
(%) -2
(28)
Based on the Schur complement lemma (see Lemma 3),
matrix (28) is equivalent to

S—(en,) ' SBE' S-gN' L () - 2" (@./Vl)*lsf)’1

LT >0,
(29a)

0 & (@) Z>o. (29b)

The matrix inversion lemma (see Lemma 2) states that
(' -2 (@ ))'2) = - 2 2, (30)

with # =, LT — QN ,. If we consider in the next that
J <0, then since 7, >0, we obtain 1, — 2L ' ZL >0.
Therefore, condition (29b) is always satisfied. We will only
consider in the sequel condition (29a).

Substituting expression (30) in (29a) yields

S —(en,) ' SCEC' S -, gN ' 2L N ]'E"

(31)
+ N\ LL H LN E >0.

(AS + BIH) + () + \ BB + 0,8CE€" S

(%)

Complexity

Relying on expression of the matrix &, it is straight-
forward to demonstrate that

N 'L =gN [ (H+aN)). (32)

Thus, based on this relation (32) and as the matrices @
and /| are diagonal and # is symmetric, we obtain the
following expressions:

N, ' LLN'E =N HN'E +20N,'E,
(33a)

N, ' PL H 'L N 'C =N HN'E"
28N, eq8" +gax 'Y
(33b)

By substituting the two expressions (33a) and (33b) in
inequality (31), we obtain
S (en;) ' SCE ' S+EN ' @E +TaH QT >0.
(34)
Moreover, as N Il @ > 0, then condition (34) is satisfied if
S —(en;) ' S€E S + 2Q@H QT > 0. (35)
As en;>0 and # <0, then the Schur complement

lemma states that the matrix inequality (35) is equivalent
to

S S8€ caQ
(%) ens o >0. (36)
(*) (%) N @Q-n,2L"

By applying the Schur complement on elements (33a)
and (33b) in (36), we obtain the following matrix
inequality:

S §€ v@ O
(x) en; O (9
() (%) N@Q@ ;&
(x) (x) () 1

Accordingly, by replacing the different matrices in (37)
by their expression, we found the first LMI (24a).

We focus now on BMI (17b). Pre- and postmultiplying

the matrix inequality (17b) by the matrix diag (&, 1) gives the
following condition:

> 0. (37)

_(0‘1 - 0‘2)“9%

. <0, (38)

—eat; + % +20,d - 2a,l
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where & = ' S. 1
For simplicity, posing & = [ §€ -§€ 0], & = [1],
2d 0 0 u 00 1
Q'=|0 -2 0], and N, =| 0 u, jlwithylzoql,
0 0 p? 0 0 A

Yy =0a,', and p3' =ea;, it is easy to show that

(AS + BE) + (x) + \BBT) - (ey;) ' SECE'S
( ) (eus)

(%)

By following the same linearization methodology
adopted previously, we obtain the following simplified
equivalent conditions:

—(AS+ BIH) + (%) - \BRB" - (1) ' SCE" S
+gQx' Q%" >0,
(40a)

H=u,LL -QN,<0. (40b)

Since # <0 and (eu3) >0, the Schur complement states
that the matrix inequality (40a) is equivalent to

(AS+ BE) +(x) - \BBT S€ €@ O

() #0001,
(%) (x) N,Q@ u, &
(%) (x) (%) s

(41)

By multiplying the matrix inequality (41) from left and
right by the matrix diag (-7, 1, 1, 1, p, 1) and by making a new
variable change p = p; p, we obtain then LMI (24b).

We focus now in the linearization of BMIs (17c) and
(17d). It is clear that these two BMIs are similar. Thus, the
linearization of BMI (17d) will be identical to that for BMI
(17¢c). Then, we will only linearize the first BMI (17c¢).

The Schur complement states that the matrix inequality
(17¢) is equivalent to

RPR-P -, CC" +0,88"

2 2 2\~1 T (422)
+&d e+ Ed’) BE' <0,
ae+ & d>>0. (42b)

The matrix inversion lemma states that

(oc4s + Eldz)_l = (fldz)_l —(fldz)_2<(f1d2)_l + (“48)_1>
(43)

-1

By considering this relation (43) in (42a), this inequality
(42a) is simplified as follows:

—easy + (p*/\) + 200d - 20yl = — (15" - LT (@N,)' D)
and (a;, - a,)SE = €N,' L. Tt is worth to note that @ >0
and A, >0.

Then, by multiplying the matrix inequality (37) by (-1),
we obtain the following result:

gN;'P
. >0. (39)
W' -Z(en,) Z

dz

e

-1
929“92—9’+0c4'€%T—<£11+ ) €E" <0. (44)

We pre- and postmultiply inequality (44) from left and
right by &, we obtain

a2\
SRS'RS - 8§ +0,86C" S —(Ell + ) SBE' S <0.
ouE

(45)

Let £, >0, a, >0, and >0, then condition (42b) is al-
ways satisfied, and hence we have f{l + (d*/aye) > 0. Then, it
is straightforward to demonstrate by means of the Young
relation that

2\ 1
_(5;1 +%) SCE §< -SEE" + (%)

4

(46)
d2
+ (fll + )%?T.
04E
Therefore, condition (45) becomes
SRS RS -8 +0,8C S - SCE" + (%)
(47)

L d? T
+( & o €€ <O0.
4

The Schur complement lemma states inequality (47) is
equivalent to

_ d2 ~
—6’—6’%%T+(*)+(€;1+E>%%'T SB SR
4

(%) _i o <0.
Oy
L (*) (x) -§
(48)

Posing y, = ;"' and £ = &', then the matrix inequality
(48) is converted into LMI (24c). Similarly, we will obtain
LMI (24d) from BMI (17d). This ends the proof of
Theorem 2. O
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FIGURE 5: Simulation results of the two-sided asymmetric 1-DoF impact mechanical oscillator. Here, we fixed d = 0.3.

6. Simulation Results

In the following simulation section, the parameters of the
double-sided 1-DoF impact mechanical oscillator are fixed
as follows: m = 1kg, k = 1N/m, ¢ = 0N/(m/s), d = 0.3m,
I=-0.1m, r = 0.8, and w = 0.8 rad-s"'. The numerical re-
sults of the optimization problem in Theorem 2 are given in
Table 1 for different values of the parameter ¢. In this table

we provide the maximum bound p of the disturbance v and
the corresponding controller gain J. Notice that the symbol
(1) in Table 1 means that optimization problem in Theorem 2
under LMIs (24a)-(24c) is unfeasible. Actually, it was found
to be unfeasible for all £<0.09.

The first interesting and attractive observation that can
be explored from Table 1 is that the size of the matrix gain F#
is very small. In addition, the second attractive result is that



Complexity

0.15 T T

U B

0.05 R

Position (m)
o

5 10 15

20 T T

15 R

10 + 1

Velocity (m/s)
(=]

10 b ]

~15 k i

Time (s)
(0

11
0.15 T T
0.1
0.05
g
g o
2
=W
-0.05
-0.1
-0.15 . 1
0.05 0.1 0.15
Time (s)
(®)
20 T T
15 -\ g
10 H E
5 F

Velocity (m/s)
o

Time (s)
(d)

FIGURE 6: Simulation results of the two-sided asymmetric 1-DoF impact mechanical oscillator with d = 0.1.

for all fixed values of the parameter € we obtained almost the
same maximum bound p of the disturbance signal v (t), say
about 2.78.

Figure 5 show the simulation results for the impact
oscillator using the values of p and & obtained in Table 1 for
€ = 0.091. The initial condition adopted for the simulation is
[0.2 1]". Figure 5(a) reveals the temporal evolution of the
position of the oscillator. Figure 5(b) shows it velocity.
Figure 5(c) illustrates the applied controller u. In Figure 5(d),
we transposed the control signal 1 and the disturbance v. It is
obvious that the mass’s position of the impact oscillator will
converge progressively in time to the zero-equilibrium
point, around which the oscillator oscillates with a sinu-
soidal signal of a small amplitude 0.0247. In addition, the
velocity oscillates around the zero state between +0.0198.
According to this behavior, the controller will oscillate with a
sinusoidal form of amplitude 2.774. Following this result and
from Figure 5(d), we stress that the controller u becomes
opposite to the disturbance signal. Hence, this demonstrates
that the controller u has rejected approximately the per-
sistent disturbance v.

Notice that for the adopted initial condition, the oscil-
lator does not experience impacts with the left and the right
end-stops. In order to observe the impacts with the two end-
stops, we modified the value of d to be d =0.1 and we
adopted another initial condition [-0.05 —20]". For this new
value of the parameter d and for ¢ = 0.091, we obtained p =
2.58 and F = [-57.9597 —12.9790]. The simulation results
are given in Figures 6 and 7. In Figure 6(a), we plot the
temporal evolution of the mass position of the impact os-
cillator. Figure 6(b) is an enlargement of Figure 6(a) for a
simulation time between 0 and 0.15s. Figures 6(c) and 6(d)
show the variation of the velocity of the oscillator.
Figure 7(a) reveals the temporal variation of the controller u.
Figure 7(b) is a blow-up view of Figure 7(a). Figures 7(c) and
7(d) demonstrate the temporal evolution of the Lyapunov
function 7 (z) defined by expression (15).

It is obvious from these simulation results that the mass
of the oscillator experiences in the present case impacts with
the two end-stops before its stabilization around the zero-
equilibrium point. The amplitude of the position oscillation
is almost 0.043, whereas that of the velocity is about 0.035. As
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FIGURE 7: Simulation results for the case d = 0.1 showing the temporal variation of the controller  and the Lyapunov function 7" (z).

seen in Figure 6(d), at the impact with an end-stop, the
velocity of the impact mechanical oscillator undergoes an
instantaneous transition according to the restitution rule
x" = —rx". When an impact occurs, the Lyapunov function
decreases instantaneously, as shown in Figure 7(c). This
behavior reveals that the energy of the mechanical oscillator

decreases at the impact events.

Remark 5. In the previous simulations, we considered a
chaotic motion of the 1-DoF impact mechanical oscillator
to be controlled. We can choose a regular motion of the
uncontrolled mechanical system, and we will obtain the
same results, that is, the robust control of the impact os-
cillator to the zero-equilibrium point despite the presence
of the impacts with the two end-stops and also despite the
presence of the external persistent disturbing torque. The
choice of a chaotic behavior to be controlled can be
explained by the fact that a chaotic motion is very sensitive
to initial conditions and then its control is more “difficult”
than a regular motion.

7. Conclusion and Future Works

In this paper, a robust control of the position of a two-sided
1-DoF impact mechanical oscillator under an unknown
external disturbing torque by means of a state-feedback
controller is proposed. Thus, the control problem of such an
impact oscillator was formulated as a stabilization problem
of an impulsive hybrid dynamics subject to state constraints.
Our approach for the design of the stability conditions was
based mainly on the use of the S-procedure lemma and also
the Finsler lemma to transform the stability conditions
under constraints into BMI conditions. We used the Schur
complement lemma and the matrix inversion lemma to
convert these BMIs into LMIs allowing the computation of
the feedback gain and also the maximum bound of the
disturbance. The simulation results show that the impact
mechanical oscillator is robustly stabilized around the zero-
equilibrium point.

Our future direction is to consider uncertainties in all the
parameters of the impact oscillator. Thus, our objective is to
design a robust controller for the impulsive hybrid dynamics
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under parametric uncertainties and disturbances. In addi-
tion, in this paper, we assumed that the position and the
velocity of the oscillator are available for measurement.
When this is not the case, we will consider the design of a
static output feedback controller or an observer-based
tfeedback controller to solve this problem. Another future
work is to consider the problem of the impacting trajectory
tracking, which is more difficult than that solved in the
present paper.
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An adaptive backstepping control scheme for a class of incommensurate fractional order uncertain nonlinear multiple-input
multiple-output (MIMO) systems subjected to constraints is discussed in this paper, which ensures the convergence of tracking
errors even with dead-zone and saturation nonlinearities in the controller input. Combined with backstepping and adaptive
technique, the unknown nonlinear uncertainties are approximated by the radial basis function neural network (RBF NN) in each
step of the backstepping procedure. Frequency distributed model of a fractional integrator and Lyapunov stability theory are used
for ensuring asymptotic stability of the overall closed-loop system under input dead-zone and saturation. Moreover, the pa-
rameter update laws with incommensurate fractional order are used in the controller to compensate unknown nonlinearities. Two

simulation results are presented at the end to ensure the efficacy of the proposed scheme.

1. Introduction

Due to the unique advantages in describing the hereditary
and memory properties of multifarious materials and pro-
cesses, fractional calculus as a research hotspot has recently
attracted more and more attentions and interests in visco-
elastic systems, control theory, engineering, and some in-
terdisciplinary fields although it is considered as a branch of
mathematics that has few applications for a long time [1-4].
As a powerful tool used to model many real-world behaviors,
fractional order systems can provide more practical value
and accurate results in many practical system applications
[5-18], such as fractional oscillators, fractional damping,
quenching phenomenon, and some biological systems. Se-
quentially, many researchers have paid close attention to the
applications of fractional order differential equations in both
engineering and theory and have drawn some wonderful and
meaningful results in the literatures [19-24].

It is known that a precise physical model of the engi-
neering plant is difficult to build because of the uncertainties
and noises. Thus, most studies have concentrated on the
controller design of the fractional order nonlinear system

with uncertainties [25-28]. Due to the inherent approxi-
mation capability, neural networks (NNs) or fuzzy logic
systems are usually used to approximate the system un-
certainties in the integer order system. The scholars in [24]
have designed an adaptive fuzzy control scheme for a class of
fractional order systems with parametric uncertainty and
input constraint. In [29], an adaptive backstepping con-
troller is designed for a class of fractional order systems with
unknown parameters based on the indirect Lyapunov
method, in which the control problem of fractional order is
converted to the integer order one. Using the fractional
order extension of the Lyapunov direct method, an adaptive
backstepping control method for a class of fractional order
nonlinear systems with unknown nonlinearity is developed
in [30]. In [31, 32], an output feedback control scheme for a
class of triangular fractional order nonlinear systems is
given. For a class of a fractional order rotational mechanical
system with disturbances and uncertainties, a robust
adaptive NN control is presented in [33]. Based on dual
radial basis function (RBF) NNs, an adaptive fractional
sliding mode controller is proposed to enhance the per-
formance of the system in [34]. In [35], an adaptive NN
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control scheme is given for a class of fractional order systems
with nonlinearities and backlash-like hysteresis. For a class
of uncertain fractional order nonlinear systems with external
disturbance and input saturation, an adaptive NN back-
stepping control method based on the indirect Lyapunov
method is designed in [36]. In [37], an adaptive fuzzy control
scheme for a category of uncertain nonstrict-feedback sys-
tems with constraints is designed. The authors of [38] design
an observer-based adaptive fuzzy controller for a class of
single-input single-output nonlinear systems with unknown
dynamics.

There are many fractional order nonlinear multiple-
input multiple-output (MIMO) systems in practice, and it is
important to develop control approaches for fractional order
nonlinear MIMO systems. In comparison with plenty of
research studies on fractional order SISO nonlinear systems,
there are few research studies on the fractional order
nonlinear MIMO systems due to existing uncertainties in the
coupling matrices and unknown nonlinear functions in the
nonlinear MIMO, where they are very challenging issues.
For a class of incommensurate fractional order nonlinear
MIMO systems with external disturbance, a fractional
adaptive RBF NN backstepping control scheme is designed
n [39], which is constructed using the backstepping tech-
nology. In [40], the consensus problem of fractional order
MIMO systems with linear models is researched via the
observer-based protocols. In [41], a discontinuous distrib-
uted controller is proposed for a class of fractional order
MIMO systems. In [42], an adaptive output feedback con-
troller is designed for a class of nonlinear fractional order
MIMO systems with input nonlinearities. For a class of
fractional order uncertain nonlinear MIMO dynamic sys-
tems with dead-zone input and external disturbances, a
fractional adaptive type-2 fuzzy backstepping control
scheme is presented in [43], which is constructed using the
backstepping dynamic surface control and fractional
adaptive type-2 fuzzy technique.

In many industrial processes, actuators usually possess
the input saturation and dead-zone which are the most
important nonsmooth nonlinearities and severely limit the
system performance. However, as far as we know, although
many previous works have been proposed to control frac-
tional order nonlinear MIMO systems, no works have
studied the tracking problem of incommensurate fractional
order nonlinear MIMO systems with unknown non-
linearities, input dead-zone, and saturation.

Motivated by the above observations, a new adaptive NN
backstepping control method is proposed for a class of
incommensurate fractional order nonlinear MIMO systems
with unknown nonlinearities, input dead-zone, and satu-
ration. In summary, our contributions mainly include the
following three aspects. Firstly, our proposed adaptive in-
commensurate fractional order NN controller can apply to
both commensurate and incommensurate fractional order
nonlinear MIMO systems with unknown nonlinearities,
input dead-zone, and saturation, which is more broadly
applicable. Secondly, the structure of adaptation laws with
incommensurate fractional order closer to the characteris-
tics of the system itself and the orders of the parameters
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adaptation laws cannot be consistent with the fractional
order system binging more degree of freedom.

The paper is organized as follows. Section 2 gives the
basic preliminary results on fractional order systems, and
RBF NN are presented. Section 3 presents the adaptive
fractional order controller design. Section 4 gives the sim-
ulation results to verify the proposed controller. Section 5
draws the conclusions.

2. Preliminary

The ath Caputo fractional derivative is defined as follows
[44]:

t (n)
woif =gt [ L (1)

I‘*(n _ (X) f (t _ T)tx+1—n ’

where T'(a) = fgo e't*dt,n-1<a<nne Z and t,D¥ is
the classical ath order derivative operator. When t, = 0,
t,Df can be abbreviated as D“.

Remark 1. The fractional order derivative is an extension of
the conventional integer order derivative, and the main
difference is that the fractional order derivative has in-
teresting properties and potential applications. However,
under the Caputo fractional derivative, the fractional order
derivative of constant is 0, which is the same as the integer
one.

Lemma 1 (see [45]). Consider a nonlinear fractional-order
system:

D% (t) = f(x(t)), ae€ (0,1),x(t) € R". (2)

The system is exactly equivalent to the continuous
frequency distributed model described by

0z (w,t)
— = —wz (w,t) + f(x(1)),

(3)
() = JO u, ()2 (0, Ddow,

where p,(w) = sin(an)/w*nw. z(w,t) is the infinite di-
mension distributed state variable.

In the developed control design procedure, the RBF NN
will be used to approximate any continuous function f (X)
on a compact set (.

Lemma 2 (see [46]). For a given desired level of accuracy
e> 0, any smooth function f (X) can be approximated by the

RBF NN 0*T9(X) as
Fx) =07T9(x) +¢(x), ls(x)l<e (4)

where
0" =arg min[sup|f(X) - GTS(X)|], (5)
6 | x

I>1 is the neural network node number, X € Q is the input
vector, and 0 =18, 6, --- 6,]" € R is the weight vector;
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9(X) =
lected as

[9,(X),9,(X),...,9 (X)), and 9,(X) can be se-

T
) (X—#i)), i=12....1 (6

9;,(X) = exp(_(X 52

where § is the wzdth of the Gaussian function and
= (s iy - - > ;)" is the center of the respective field.

3. Adaptive Neural Network
Backstepping Controller

In this paper, we consider a class of incommensurate
fractional order nonlinear MIMO systems with unknown
nonlinearities presented as follows:

i,l) + 91’,1(1‘,1)’
i,2) *t 9i2 (zi,z)’

i
. 3 _
Diix;y =d; x5 + fi,l(x

. B _
Dfiex;y =djyx;5 + fi,z(x

i) _ —
D xi,n,»—l - di,n,-—lxi,n[ + fi,ni—l(xi,n,-—l) + gzn 1( zn 1)

D%ix;, =d; v+ fi, (%) + gi, (X),

L Vi = Xip
(7)
where a;j € (0,1) is the system incommensurate fractional
order, xi-, Xy X e ,]) € RJi and x=
T 1 o NpUAT 2 i
(xmi Xy -+ Xn, ) are the state vectors, y; € R is the

system output, d; ; € R is the known constant, f; ; () € Ris
an unknown continuous nonlinear function, g; i () eR is
an known continuous nonlinear function, j; =1,2,...,n;,
andi=1,2,...,n

u; (t) € R is the control input suffering from saturation
and dead-zone. The dead-zone is in the following form:

ai,r(/li - bi,r)’ /‘ 2 bzr’
=D(,) =10, A € (<bipby, ) (8)
ai)l(li + bi,l)’ A < - bi,l’

1

where b;, >0 and b;; >0 are unknown parameters of the
dead- zone and a;, and a;; are slope of the dead-zone, and
they are positive constants; the saturation nonlinearity is
defined as follows:

Ez max? E 51 max?
A - Sat(f ) f f ( i, min> Si, max)’ (9)
Ez min? E = 54, min>

where &; . >0 and §; ;. <0 are the saturation limits.

3
Define the right inverse D* of D as
[ >0
iy T bi,r, l ’
fi = D+ (')/i) =< 0, Vv, = 0, (10)
ki v;<0
[ ay—by

According to [16], the nonsymmetric saturation and
dead-zone control input can be rewritten as follows:

u; = D(sat(D" (v;)))
| ai,r(fi,max - bi,r)’ 24; (E' max "~ bi,r)’
v, < l min ~ bi)l)’
ai,r(Ei,max - bi,r))’

L _ai,l(fi,mm - bi,l)’ A< - ai,l(fi,min - bi,l)'
(11)

It is clear that the input saturation and dead-zone
problem can be transformed by an input saturation (11), in
which v; is the control law to be designed.

Our target is to design the input v; such that the system
output y; can follow the desired signal y, ;. Some following
assumptions for the controller design are given.

Assumption 1. Tt is supposed that the reference signals y;
and the »;th order derivatives D"y, ; are continuous and
bounded.

Assumption 2. For input constraints (11), there exist {7 >0
such that |A;| <}, where A; = u;(v) - v,i=1,2,...,n

In the following parts, the output feedback neural net-
work fractional adaptive control based on backstepping and
stability procedure will be developed. The recursive design
algorithm has (i,#;) steps according to the backstepping
design method. In step (i, j;), a virtual control function v; ; is
developed, and the true control law v, is designed at the ﬁnal
step. The virtual controllers and the real control functions
will be developed according to the following steps.

The recursive backstepping algorithm can be presented
as the follows.

Step (i,1): based on Lemma 1, a RBF NN can be used to
approximate the unknown function f;, (x;,) from (7)
by a RBF NN as follows:

?i,l(ii,l)ei,l) = 931’91‘,1(%1‘»1)’ (12)



where 0;, € R™1 is parameter estimation. The ideal
parameter 0, is described by

0;) = arg ngin suP|fi,1(Ei,1) - ?i,l(fi,p 6;‘,1)| - (13)

i1 | xig

Let
61‘,1 = 61‘,1 - 61', >

ei,l(yi,l):?i,l( X; 1,0 )f:l( )

According to [47], the optimal approximation error
&1 (x;,) is bounded, i.e., |¢;; (x;,)| <€, and &, >0 is
unknown.

(14)

Therefore, one can obtain

Fur(Fin 01) = Fua (%01)
= Fur(%i001) = Fua (0 60) + Fia(i0.611)

= fir(xir) (15)
= 090 (%00) - 09 (%00) + e (%01)

B (%) + ()

Due to (1) and the estimated error 0;, = 07, - 0;, from
(14), the following equation can be given:

Dﬂi,lai)l - pPu 9:1 _ phu Gi,l = _Dﬁi,lei)l) (16)

where f8;, € (0,1). According to Lemma 1 and (16),
the following frequency distributed model can be
obtained:

azgm (w, 1)

S = —wzg (01) - DFug,,

(17)

Féiyl = JO Ug,, (‘U)Zgiy1 (w,t)dw,

where zq,, (w,t) € R™:1 and Hg., (w) = sin (ﬁi,lﬂ)/w/;"vlﬂ.

Denoting e;, = y; — y; 4, it follows from (7) and (15)
that

Complexity
D%ieg;, = D%y, —D%y,,
=dyxip + fi,1(fi,1) + 9:’,1(2’,1) - D%ty 4
~T _ _
=dj;x;; + 6i,19i,1<xi,1) - 51‘,1(’%1)

+621‘9i,1(xi,1) + gi,l(fm) - D%y, .
(18)

Let a virtual control input v;, (e;}, X;;, ¥;4) = v;; be

_‘93191‘,1(};',1) — ke, - li,ISign(ei,l) - gi,l(fzu)

+ D% yig»
(19)
where k;, and [, are the design parameters. Let
€y = disXip = V). (20)
Substituting (19) and (20) into (18) gives
D% e =€y~ ke - li,ISign(ei,l)
(21)

+ 91 195 1( ) - 51‘,1(1‘,1)

According to Lemma 1, equation (21) will be
0z, (w, 1)

3 =-—wz;; (w,t) +e;, —k;e; — li’lsign(ei,l)

~T _ o
) 61',191‘,1(";‘,1) - 8;‘,1(’%,1))

o0
ey = JO b, ()25, (@, H)d,

(22)
where U, (w) = sin (a; )/ w1 7.
Selecting the Lyapunov function V;; as
1 o _
Vi=g J us (@25 (0,0 zy (0, Hdw
0'1"1 0 1, 1, 1,
(23)

1 (@ 5
+- J ty, (0)z;; (0, t)dw,
2 0 i1 >

where 0;, >0. Based on frequency distributed model
(17) and (22), the derivative of V;, is expressed as



Complexity

l © 1.
Vi) = [ g, (@125, (@002, (w.0dw+ |
Oi1 ’ '

IN

IN

(o)

fo, (0)Z;) (0,1)2;, (0, t)dw

1 o0 1
_aj bg,, (w)wze (w, t)Alle (w, t)dw—a

JO s, (@2 (@,H)dwA; ! D6,

o0
- JO Wy, (0)z;) (W, )25, (0, H)dw + ei,l(ei,z —kiei; - li,lSign(ei,l) - 5;’,1(71,1))

[e9)

o0
JO Hp,, (w)wzgi’l (w, t)A;llz(,i’1 (w,t)dw — JO

Oi1

wﬂal(w)Z,l(w t)dw - 9 ( ZfDﬁ‘19,1+e,19,1( ,1))
i,l

+ ei,l(ei,z — ke, - li,lslgn(ei,1) - 51’,1(2‘,1))

(o)

(0]
JO b, @z, (@.OA )29, (w00 - |

Oi1

=T({ 1 _ ) _
Wty (0)2} (@, t)dw - B <U_Aul DFg,, + ei,19i,1(x,»,1)>
7,1

+eiiei —kinery = Lilei| +|ei,1||8i,1(§i,1)|

00 _ 00 =T({ 1 _ ) _
< - . Jo ug., (w)wzg,-l (, t)Ai,11Z9,-1 (w,t)dw - JO Wy, (w)zin (w,f)dw ~ 91‘,1<0A1',11Dﬁ”1 6;1 + ei,19i,1(xi,1)>
il ’ ’ ’ ' il
2 _
+te €, — ke _(li,l - 8i,1)|ei,1l-
(24)
. . o . - - _
Based on LaSalle invariance principle [48] and equation Fi,z( X 92) - 61‘,291',2( xi,z)’ (27)

(24),ife;, = 0,k;; >0,1;; > ¢, and the fractional order

adaptation laws are designed as

where 0,, € R™2 is the parameter estimation.

DPg,, =0y, Ai,l‘gi,l(xi,l)ei,l’ (25) With the estimated error 8;, = 6}, — 6,, and (1), the
following equation can be obtained:
one ca'n ob'Fam Vi1 <0. Dﬁi’zéiz _ e o, - Db 0., = e 0., (28)
Step (i,2): it follows from (7) and (20) that ’ ’ ’ ’
D“i,z e, = Doc,»,2 X — Doci,2 Vi1 where 0 < ﬂi,Z <1.
According to Lemma 1 and (28), the following fre-
=dzx;i5+ f; Z(E, 2) + g,z( 12) D%, quency distributed model can be obtained:
=d.,x., + g, D% 0zg,, (w, 1)
i3%i3 + gz,z( 12) + f12( ) Vin ex‘zat — _wzeﬂ (w’ t) — Dﬁf,z 61‘,2’
_d13x13+912(§12)+ ( 12)’ (29)
(26)

where F;,(X;,) = f;,(X;,) — D%2v;, is the unknown
function. According to the procedures in step (i,1), a
RBF NN is used to approximate F;, (X;,) as follows:

6132 = JO ‘uﬁi,z (w)zem ((U, t)da),

where zq_(w,t) € R™2 and py (w) = sin (Biym) b,



Rewrite (26) as
~T
0(") _ e — —
D%e;, =d;3x;3 + gi,z(xi,z) + 9i,29i,2(xi,2) - Si,z(xi,z)
T —
+ 9i,29i,2(xi,2)>

(30)
where ¢, (X;,) = F;,(X;,,0;,) = F;,(X;,), satisfying
e, (X;5)| <&,, and & >0 is the unknown positive
constant.

A virtual control input is designed as

T (= -
Vip = _Qi,z‘gi,z(xi,z) —kizein - li,ZSlgn(ei,Z)

5 (31)
) (xi,Z) AT

where k;, and [;, are the design parameters.
Let

€3 =di3X;3— Vi, (32)
Substituting (31) and (32) into (30) gives

Dai'zei,z =e3 ke, - li,ZSign(ei,z)
(33)

~T _ _
—€épt 9i,2‘9i,2(xi,2) - Si,z(xi,z)-

Its frequency distributed model corresponds to

0z, (w, 1) .
—ba 5 - W (w,t) + ;3 — ke, — l,»’251gn(ei,2)
~T _
1 et 9i,2‘9i,2(xi,2)’

(o)
iy = Jo P, (0)z;, (w, t)dw,
(34)
where p, (@) = sin (a;,7)/w%2 7.

Selecting the Lyapunov function V;, as

IO T -1
Vie=Via 5, JO g (@)28 (.} z4, (0, 1)d0

+ J Uy (w)zizz(w,t)dw,
0 i,2 >

| —

(35)

where 0;,>0. According to frequency distributed
model (30) and (34), the derivative of (35) is

Complexity

. . 1 o Z1.
Via 0=V, (0 +— JO ug, (©)zf (@,0A3Z,, (w,1)dw
i,2 ’

+J Yo @)z (0, 1)Z;, (w,t)dw
0o ’ ’

. 1 o _
Va0 -— JO wpg (@25 (@.DAz5, (0 Odw
i2 ’ ’

1 ~ _ [oe]
- U—GZZALZID‘B”Z 0,5 - J Wi, (w)ziz2 (w, t)dw
5 0 1,2 >

i,
te e — ket —1,e,sign(e.,) — e e +5T9
i2€i3 ~ Kin€ip — 1i2€;5818N\ €5 i1€i2 T UipVin
: (xi,z)ei,z - Si,z(xi,z)ei,z

. 1 o _
V() - o JO wpg, (w)z(g"z (w, t)Ai,zl Zg,, (w, t)dw

i,2
- Jo Wiy, (w)zj, (w,t)dw - 6,

| ) _
: <_Ai,2Dﬁ"2 05— 19i,z(xi,z)ei,z +€26i3 €162

Oin
2 —
—kise;, —(li,z - 5i,2)|ei,2|

1 o0 _
< o JO /Aﬁ’_yl(w)wzrgril (w, t)Ai,llzgn(w, t)dw
i1 ’ ’

- JO Wy, (w)z; (@, 1)dw - o JO wpg,, (0)zg,

i,2

(@0 )M 2y (o, t)dw—J w0y (@22 (@, )dw
0,2 0 i,2 >

=T (1 _ _
- 91‘,1(71\1‘,111)/3"'9@1 + ei,19i,1(xi,1)>
il

T (1 _
-6, ( TAi,Z Db 00— 92 (x i2 ) €in > +e1€i
i2

2 - 2
— ke, _(li,l - si,1)|ei,1| +tee3—ee, ke,
—(li,z - Ez',z)lei,zl

1 (* _
< ——J tg, (w)wzg_ (w,t)Aillzgv (w,t)dw
0-1’1 0 i1 i1 > i1

(o] 1 (o)
- J Wl | (w)zi1 (w,t)dw — — I Wi (w)zg2
0 ’ Oip Jo " -

N(w, t)A;z1 Z,, (w, t)dw

- J wpty ()2, (@, t)dw - —éiTl
0 i,2 > >

: (LAL}D’j "0+ ef’l‘()“(x"’l))

01
=T 1 “18
— 2 — v
- ei,z< p A, D720, 9i,2(xi,2)ei,2 €263
i,2

- ki,leiz,l _(li,l - E:',1)|‘3i,1| - ki,zeiz,z _(li,2 - Ei,2)|‘3i,2|~

(36)



Complexity

Based on LaSalle invariance principle and equation
(36),ife;3 = 0, k;, >0,1;, >¢;,, and the fractional order
adaptation laws are designed as

DPe 02 = —0i20i29:, (fi,z)ei,p (37)
one can get Vl-,2 <0.
Step (i, j;),3 < j; <n; — 1: define

e,j, = dijXij, = Vi jp (38)

where v;_ ; is the virtual control input. Just like the
procedures in step (7,1) and (4,2), one has

D%iie. .»—Dwx —D’Jx zl,ji

= di,j[+1xi,j[+1 * fi’ji(yi’j[) + gi’ji(%ihii) - D% Vi-1,j,

= dijnijon + 93(%i) + Fi (i)

(39)
where Fi,j[(?i,j) fij,(x;;) = D%iv;_y ;. is the un-
known function. According to Lemma 2, let

Fw( Xiji» 1]) QT (t)9 ( ) (40)

where 6, € R™ is the parameter estimation.

With the estimated error defined as 5 =0;, -6, and
(1), the following equation can be obtalned

According to Lemma 1, (41) can be written described as

azgu. (w, t)

- ~wzg, (1) - DPiig,

L] >
(42)
B, = JO ., (@74, (@, 0o,
where Zeil‘(w, t) e R™i and ‘uﬁij‘(w) = sin (/31-)]-[71)/
R "
From (40), (39) can be rewritten as follows:
D%ie Ji d11+1x11+1 + 91] 91]( ) + gi’ji(xiuii)
=&, (%ig.) + 039(%i),
(43)
where ¢ ; (X; ;) = (xl] ,0;,) = F;; (x;;), satisfying

|£i,ji(x )l <81]’ sl] >

Design a virtual control input as
T - .
9’] 9’ i ( ) k’ jiCiji li’jiSIgn(ei’jf) ~Cij-1
(44)
where k; ; >0 and [; ; >0 are the design parameters.

Substltutlng (38) and (44) into (43) gives

“ o B
D%ie;; = e~ Kijer;, —Lisign(e;;) =€

(45)
Dﬁi‘jie j = Dﬁ”' j Dﬁ”’e = _Dﬂi’jiei,j[> (41) + 6’] 9‘ Jz( ) - 8i>ji(xi>ji)'
where B, € (0,1) Its frequency distributed model corresponds to
Ljj >
(0z; ; (w, 1) )
—I’J’at =-wz;; (w0,t) +e ;1 —ki e - l,-)ji51gn(e,-)ji)
T e +0,90(%i) (%), (46)
[ee]
€ = jo ‘uai)ji(w)ztji(w, t)dw,
where ba, (w) = sin(a; ; m)/w i Selecting the Lyapunov function V; ; as
L T -1 L[ 2
Vii=Vijat Yo Jo b, (w)zgw_i (w, t)Ai,j,-ZG,-,,-,. (w,t)dw + 5 Jo He, (u))zi’jx (w, t)dw, (47)

b i

where o, ; >0. Then, its derivative on the basis of fre-
quency dlstrlbuted model (42) and (46) is expressed as



Complexity

. . 1 (™ T . 0 )
Vii=Viia+ a Jo ”ﬁui(w)z% (w0, )7 Zg (w0, )dw + J-o A’"ai,j[(w)zi,ji(“” 1)z, ; (w,t)dw
: 1 (> o Lor o g
=V~ N Wi, (w)za (w t)A ji%e,, (a) t)dw — . Wy, (“))Zi,j,. (w, t)Zi’j[ (w,t)dw — g_ei’j,-Ai,j,-D iji Gi)j[ +e
bji ' bji
’ (ei,j,.+1 B ki’jiei’ji) + ei’ji<_livfi8ign(ei»ji) ’J a1t 9 9 ( ) B ei’ji(yi’ji)>
. 1 o
=V —a J wg, (w)zg (a) t)A j.26,, (w, t)dw — JO wy(xi‘j[(w)zi,ji(w, )z, j,(w, t)dw
=T 1 —-1 - =
N ei’ji (;Ai’jiDﬂL]i gi)ji - 9’ Ji ( ’J ) ) te i i SJitl k’ i ’J l’ Ji € Ji Slgn( ) - ei’j[_lei’j[ - si’ji(xi’j[)ei’jf
LJi
. (e¢] [e¢]
R A— JO oy, (@)zh (@,0A7} 25, (@ 0dw - JO ity (@) (007 (@ )da
bji ’
il 11 2 =
- ei,]}- (GHALJ}DﬁUx 9")1} - 9’ Ji ( Xiji ) ) te g+ k")jie’lji = €116, _(li’ji - si’jx‘)|ei>ji|
LJi
ji~1 1 ji~l 00
< - (— J wig, (a))ze (w, t)A mZo,, (w, t)dw) (J Why (w)zizm(w, t)da))
m=1 0i>m m=1 0 " '
i1
T 1 4 . _
- <9i,m(a'_Ai,mDﬂhm ei,m + 9i,m(xi,rrz)ei,m))
m=1 Lm
ji71 2 B 1
= (kimein +(li)m - £i,m)|e,-)m|) * ey, wyﬁ (w)ze (0, DAL 26, (0 )dw
m=1 L]i
h do-8 (L ApPag,, 9, (% k. el
Ty e (@i (007 (@ 0de =6y, T A DR (T )ens, | + e —kijen, —eijaei;
Jid,jj
(tJ, 11)| l]:|
ji 1 ji [ee]
<- (— J wpg, (@25 (@0OAhz, (@ t)dw) Y (J @ty (@22, (@1)d0)
m=1\Tim me12d 0
ji ~T 1 _1 ,B . ji 2 B
- Z ei,m —Ai,mD o ei,m + ‘9i,m(xi,m)ei,m - z (ki,mei,m +(li,m - £i,m)lei,mD + ez] ez] +1°
m=1 Oiim m=1
(48)
According to LaSalle invariance principle and equation Step (i,n;): define
(48), if €;; ., =0, k;; >0, [;; >%, ;, and the fractional
ei,n = xi,n. Ui,ni 1 (50)

order adaptation laws are de51gned as

Db = —o. . A9 (% e, ., (49)
b Wb ”f*'( ”J*') bi where v;,, _, is a virtual control input.

one can get Vi,j,- <0. From Assumption 2 and (50), one has



Complexity

o, O; . A; .
D™y, = D¥ix;, — D™y,
=i tt; (V) + fin (%) + Gy (%) = Dai'"ivi,n,.—l
=d;, Vi +di, A+ fin (%) + gip (x) = Dai'nivi,ni—l
=d;, v +di, 0+ gi (X) + Fyyy (),

(51)
where F,, (x) = f;, (x) = D%uv,;, , is an unknown
function.

Let

F,,(x.6,,)=6.,9,, (x), (52)

in; Vin;

where 6;, € R™ is parameter estimation.
Define the estimated error ém =0, —0,,, and then
the following equation can be obtained:

Dﬁi,niai’nt — D/jz,ni 9:;1 _ Dﬁi,ni ei,nt — _Dﬁn 6

in

(53)

where ﬁi,ni € (0,1). Due to Lemma 1, (53) will be
azgmv (w, )

ot - _wzei,ni (w’ t) - Dﬂmi 6i>“i’

(54)
0.

in;

(o]
- JO ‘uﬁi,ni (w)zﬂ-mi (w,t)dw,
where zy (w,f) € R™% and py (w) = sin(p,,, )/
WP, i "
From (52), (51) can be rewritten as
i T
Dty = diy o+ di B+ 8,9, () =, ()

+0L 9. (x),

in; Vi,

(55)

where Ein (x) = E, (x, QZni) -F, (x), Isi,ni (fi,n,-” <&,
and g;,, >0.

Design the controller v; as

1
Y, =

it

in;

(—9.T 9 (x)-k. e —e

in; L i,1n;7in; im—1

(56)
- (li,n,. + Idi,ni

¢ Jsigne,s,) )

where k;,, and /;, are design parameters and {; is the
estimation of the unknown constant {;.

Define Zi = (! — {;, and then the following equation is
obtained:

Dx,fi = DN - DN, = -DY(, (57)

9
where 0<y; < 1.
Due to Lemma 1, (57) will be
0z; (w, t)
—{Iat = —wzz (1) - DN,
(58)

&= [ @z (w.0da,

where ‘L‘xi(“’) = sin (y;m)/whim.
Substituting (50) and (56) into (55) gives

i — — 1 -
D ei,ni - k ei,n,» (li,n, +'di,n,» Q)Slgn (en) ei,n,»—l

in;
~T
- ei,nisi,ni () = &, (%) + i A

(59)

then the following frequency distributed model is
obtained:

( 0z;, (w,1)
—= Wz, (w’ t) - ki n.€in, _(li n; +'din» (i)Sign
ot oM M oM M
I (ei,n,.) ~Cip-1 an,.‘gi,n,. (x) - Ein, (x) + d,»,,,lA,-,
€ip = J Yo (W)z;, (w0, t)dw,
L 0o M i
(60)

where y_, (w) = sin(«;, 7)/ w7
Ho,,, in;

Selecting the Lyapunov function V;, as

1 (® . _
Ving =Vip+5— J g (w)zg (w, t)Ai,;i.Ze. (w,t)dw
i 201,)"[ 0 in; i i Vi

1 [oe]
+-J te (@22, (0 D)dw
2 ) Hown O %in,

1 (*® )
+27Pi Jo ty, (w)zg, (0, D)da,
(61)

where g;,,,p; > 0.

Based on the procedures in step (i, j;),3<j,<m —1,
the derivative of V;, on the basis of frequency dis-
tributed model (54), (58), and (60) is



10 Complexity
. . 1 00 1 [
Vip =Vip 1~ J wg, (a))ze (w t)A Zo,, (w, t)dw — J Wh, (w)zfn_ (w,t)dw — — J wyxv(a))z? (w, t)dw
T i Jo o piJo 7 ‘
_ 1 _
- gn,(U Ai_,;iiDﬁmiei,ni - Si,ni (x)ei,n,»> klnezn _(li,n, +|di,nl (i>'ei,ni T €in—1Cim; ~ Cinlin (x) + dlneln A _(iDXi(i
n—1 —
< - ! ! J wy (w)z (w, t)A zg (w,t)dw | - Z(ro wy (0)zZ2 (w t)dw)
= ) Tim Bim 0 m Oim = 0 o im >
n—1 T 1
- <6im<Ai_li/lD‘B[’meim+9im(§im)eim)>
m=1 T\ O | ' ' '
m—1 (oY)
- _l(ki)mel.z’m (Lo = Eipm)|€im]) + €1 €001 — o JO wig, (w)ze (o, 1A, Z, (,t)dw - JO wyai)nl_(w)zini(w, t)dw
1 (o)
g J W, (w)z< (w,t)dw — 9 ( —1 Dﬁe 9i)n_(x)ein_> k,nem —<l,~n_ +|d,~n_ Ci>'e,~n_ — €, 1€ +|einv €
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(62)
To update 0;, and (;, design the fractional order ad- ~ Proof. According to step (i,1), (i,2), (i, j;), (i,m;),3< j;
aptation laws as follows: <n; — 1, if the control input is chosen as (56) with (19), (31),
and (44), and the adaptation laws are designed as (25), (37),
Dﬁ"’”fH = =0, Nip, 9 " (x)e;. o, (63) (49), (63), and (64), then with a proper choice of the design
parameters kl],l,J,Al],al] Bij,pi» and y;, one can get
DN = pld 64 V <0,j; =12 n,i=1,2,...,n Due to the LaSalle
Gi=p 1| i [Cin (64) 1nvar1ant pr1nc1p1e, zZ; (w, t), Zg, (w,t), and 2, (w,t) can
) ) . o be close to the set of all pomts When V i, =02, (w,t) =
According to (62)-(64), and LaSalle invariance principle, . 6, (1) =0, and z; (w,1) = 0 can be obtained, Wthh is
if k;, >0 and [;, >¥,, one can get Vi, <0. the only equilibrium point. That is the error variables e

The followmg Theorem 1 gives the stab111ty result of the
closed-loop system.

Theorem 1. Consider the incommensurate fractional order
nonlinear MIMO system (7) with unknown nonlinearities
and external disturbance; if the control input is chosen as
(56) with (19), (31), and (44) and the adaptation laws are
designed as (25), (37), (49), (63), and (64), then all the
signals in the closed-loop system are globally uniformly
bounded with the proper design parameters k;;,l;;,
45055 Bijs P and Xp ji = 1,2, om0 = 1,2,

..,n, and
the tracking error e;; = y; — y, 4 tends to zero asymptoti-
cally when t — oo.

[ ,j» and ; convergent to zero asymptotically. Therefore, the
tracking error e;, tends to zero asymptotically and all the
signals are uniformly bounded. O

Remark 2. The orders of the parameter estimation laws f; ;
and ; are not fixed to the system order g ; . This brings more
degree of freedom in our design and we can achieve better
control performance by adjusting f3; ; and ;. In addition, if
a;j, = a, the result will be commensurate fractional order
system with input constraints. Our design scheme is still
applicable.

Remark 3. It can be found that the tracking errors can be
made smaller by increasing the parameters k; ;, when the
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parameters [; ;, A; ;,0; i, B; ;> pj» and y; are fixed. Meanwhile,
when the control gain k; ; is too big, the parameters may be
drifting. In order to balance the system performance and
control action in applications, the design parameters must be
carefully chosen.

Remark 4. In fact, the tracking error may get into a smaller
range of zero due to the sign function used in controller (56)
with (19), (31), and (44), which may result the chattering
phenomenon. Meanwhile, the sign function can be replaced
by the continuous function arctan(10-) to alleviate the
chattering phenomenon.

4. Simulation

Two examples are presented in this simulation section to
show the effectiveness of the proposed method.

4.1. Example 1. The following incommensurate fractional
order nonlinear MIMO system is considered

D%%x,; = 0.8x,, — 0.095x7 | +0.25x7,

X1, = 0.5x]

D%x. . =0.95u, +
L2 P1+0.8x3,

-0.15 sin(xi1 x1,2)»

Y1 =X

D%%x, | =0.45x,, - 0.1x; , + 0.5 sin(xz’l),

D%3x,, = 0.6u, +0.3x, ,X,, — 0.6x3; +0.1 cos(xl)zxz,l),

Y2 =X

(65)

where  f,, (X)) = —0.06x7,, f,(x)=2x,—-0.5x] /1+
0.8x7 1, fa1(%,1) =-0.1x3;, and f,,(x) = 0.3x,,%x,,-
0.6x3, are the unknown functions. g, (X,,) = 0.25x] |,
915 (x) = =0.15sin(x7,x,,), g, (X,;) = 0.5sin(x,,), and
G2 (x) = 0.1 cos(x,,x,,) are the known continuous non-
linear functions.

The slop parameters of dead-zone are a,, = a,; = a,, =
a,; = 1. The dead-zone ranges are considered as b, , = b ; =
11 and b,, = b,; = 5. The saturation levels are &, . =16,
fl,min =15, EZ,max =13, and fZ,min =8.

The reference signal for the system output are chosen as
Y14 = 0.8sin(t +0.5) and y, ; = 0.6 cos (¢ +0.15).

The following membership functions to deal with the
unknown nonlinear terms are designed as

11

92,2(72,2) = exp

x,, € {055, - 1.5]s; = 1,2,...,5}.

$3

(66)

The design parameters are chosen as k;, =45,k , =
35k, = 115,ky, =29, I;, =1, =1, =1,, =001, 0, =
010 =031 =03 = 001, Ay =T Ay =Thg, Mgy =16, Ay
=Igp py = py = 0.0L, By, = P1, = Ppy = Byp = 06,and y, =
X, = 0.6. The initial condition are x,,(0)= x;,(0)=
%51 (0) = x5, (0) =0, 0, (0) = 045150, ,(0) = 0,15 6, (0)
= Ogx1> 6,5 (0) = 0gg,y> and ¢, (0) = ¢, (0) = 0.

The trajectories of system output, reference signal, and
tracking error are presented in Figure 1 to show the tracking
performance of the control system. It demonstrates that the
reference signals could be tracked well by the output signals
subject to the unknown nonlinear terms and uncertain
disturbances. Figure 2 displays the trajectories of the system
states x| , and x, ,. The estimation of {; and (, are displayed
in Figure 3, and system control input u; and u, are presented
in Figure 4. It is clear that all the signals in the closed loop
adaptive control system are bounded.

4.2. Example 2. To show more results of the proposed
method, the following incommensurate fractional order
nonlinear MIMO system is considered:

D*x,; =0.3x;, - 0.8 sin(xl)l) +0.6x7 cos(xl)l),
D%8x,, = 0.8u; +0.13 cos(xilxiz) -05 cos(xilxiz),

Y1 =X

D*x,, = 0.5x,, — 0.8sin(x,, ) + 0.5x,, sin(x,, ),

D%x,, = 0.6u, + sin(xl,lxizxz)l) +0.3 cos(xl,lxl,zxzyl),

L V2 = X215

(67)
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where f,, (%) = -0.8sin(x,,), f1,(x)=0.13 cos (x7,
x75)s fa1(%y1) = =0.8sin(x,,), and f,,(x) = sin(x; ;x7,
x,;) are the unknown functions. g,,(%,;) = 0.6x],

continuous nonlinear functions.
The slop parameters of dead-zone are a,, =
a,; = a,, = a,; = 1. The dead-zone ranges are considered as
b,,=b,;=8 and b,, = b,; = 6. The saturation levels are
Lmax = 18, & i =16, &, =25, and &, . = 23.
The reference signal for the system output are chosen as
Y14 = 0.95sin(0.8¢ +0.1) and y, ; = 0.8sin(t + 3).

The following membership functions to deal with the
unknown nonlinear terms are designed as
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x, € {0.55, - 2|5, = 1,2,...,6},
x,, € {52—2|s2 = 1,2,3},

x,, € {055, - 1.5] 5, = 1,2,...,5}.
(68)
The design parameters are chosen as k;, = 125,k ,

=45,ky, =115, and k,, =25, I, =1, =1, =1, =0.01,
011 =01,=03;=0,,=003, A =I5\, =157, =
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Iy and Ay y = Iog, py =py =001, By, =By =1 =Py =
0.7, and y, =y, =0.6. The initial conditions are
x11(0) = x1,(0) = x,, (0) = x,,(0) =0, 0;,(0) =0g,,06,
(0) = 0y5,15 0,1 (0) = Og; 0,5 (0) = Ogg» and ¢ (0) =, (0)
=0.

Figure 5 represents the tracking performance, and the
tracking errors e, and e, converge to a smaller range of
zero. Figure 6 shows the trajectories of the system states x ,
and x, ,. Figure 7 depicts the estimation of the {; and (,. The
control inputs «, and u, are depicted in Figure 8. It is clear
that the signals in the closed loop system are bounded.

The abovementioned simulation results demonstrate
that although there are unknown nonlinearities and input
constraints, the proposed adaptive NN controller can
guarantee the good tracking performance, and all the closed-
loop signals are bounded.

5. Conclusion

An adaptive NN backstepping control scheme for a class of
incommensurate uncertain fractional order nonlinear
MIMO systems subjected to with dead-zone and saturation
is proposed in this paper. The RBF NN is used to approx-
imate an unknown nonlinear terms in each step of the
backstepping procedure. The adaptive NN controller is
constructed by the backstepping and adaptive technique.
The adaptation laws with incommensurate fractional order
for parameters estimation are designed to compensate un-
known nonlinearities in the controller. Through the simu-
lation results, it is verified that the tracking errors of the
closed-loop system can reach a small neighborhood of zero
even in the presence of dead-zone and saturation simulta-
neously. This ensures the efficacy of the proposed approach.
In the future, the selection of the orders of the parameter
estimation laws will be considered for the control
adjustment.

Data Availability

The data used to support the findings of this study are in-
cluded within the article, which are available for researchers.

Complexity

Conflicts of Interest

The authors declare that they have no conflicts of interest.

Acknowledgments

This paper was supported in part by the Doctoral Program of
Shandong Provincial Natural Science Foundation of China
(ZR2019BF048), Key R&D Program of Shandong Province
in 2019 (Public Welfare Science and Technology Tackling
Category) (2019GGX104071), Shandong Scientific Research
Projects of Colleges and Universities (J18KA062), and
Foundation of State Key Laboratory of Automotive Simu-
lation and Control (20171105).

References

[1] T. J. Freeborn, B. Maundy, and A. S. Elwakil, “Fractional-
order models of supercapacitors, batteries and fuel cells: a
survey,” Materials for Renewable and Sustainable Energy,
vol. 4, no. 3, p. 9, 2015.

[2] Z. Gao, “Robust stabilization criterion of fractional-order

controllers for interval fractional-order plants,” Automatica,

vol. 61, pp. 9-17, 2015.

Y. Luo, Y. Chen, and Y. Pi, “Experimental study of fractional

order proportional derivative controller synthesis for frac-

tional order systems,” Mechatronics, vol. 21, mno. 1,

pp. 204-214, 2011.

L. Petra$ and R. L. Magin, “Simulation of drug uptake in a two

compartmental fractional model for a biological system,”

Communications in Nonlinear Science and Numerical Simu-

lation, vol. 16, no. 12, pp. 4588-4595, 2011.

I. Podlubny, Fractional Differential Equations, Academic

Press, Cambridge, MA, USA, 1999.

J. Shen and J. Lam, “Non-existence of finite-time stable

equilibria in fractional-order nonlinear systems,” Automatica,

vol. 50, no. 2, pp. 547-551, 2014.

[7] M. A. Duarte-Mermoud, N. Aguila-Camacho, J. A. Gallegos,
and R. Castro-Linares, “Using general quadratic lyapunov
functions to prove lyapunov uniform stability for fractional
order systems,” Communications in Nonlinear Science and
Numerical Simulation, vol. 22, no. 1-3, pp. 650-659, 2015.

[8] H.-B. Bao and J.-D. Cao, “Projective synchronization of
fractional-order memristor-based neural networks,” Neural
Networks, vol. 63, pp. 1-9, 2015.

[9] C. A. Monje, Y. Chen, B. M. Vinagre, D. Xue, and V. Feliu-
Batlle, Fractional-order Systems and Controls: Fundamentals
and Applications, Springer Science & Business Media, Berlin,
Germany, 2010.

[10] I. Pan and S. Das, Intelligent fractional order systems and
control: an introduction, Springer, Berlin, Germany, 2012.

[11] D. Baleanu, J. A. T. Machado, and A. C. Luo, Fractional
Dynamics and Control, Springer Science & Business Media,
Berlin, Germany, 2011.

[12] Y. Xu, Y. Li, and D. Liu, “A method to stochastic dynamical
systems with strong nonlinearity and fractional damping,”
Nonlinear Dynamics, vol. 83, no. 4, pp. 2311-2321, 2016.

[13] Y. Xu and Z. Zheng, “Quenching phenomenon of a time-
fractional diffusion equation with singular source term,”
Mathematical Methods in the Applied Sciences, vol. 40, no. 16,
pp. 57505759, 2017.

[14] Y. Xu, Y. Li, and D. Liu, “Response of fractional oscillators
with viscoelastic term under random excitation,” Journal of

[3

[4

[5

[6



Complexity

Computational and Nonlinear Dynamics, vol. 9, no. 3, Article
ID 031015, 2014.

[15] Y. Xu, “Quenching phenomenon in a fractional diffusion
equation and its numerical simulation,” International Journal
of Computer Mathematics, vol. 95, no. 1, pp. 98-113, 2018.

[16] Y. Guo, C. Lin, B. Chen, and Q. Wang, “Necessary and
sufficient conditions for the dynamic output feedback sta-
bilization of fractional-order systems with order 0 <a<1,”
Science China Information Sciences, vol. 62, no. 9, Article ID
199201, 2019.

[17] K. Khettab, S. Ladaci, and Y. Bensafia, “Fuzzy adaptive control
of fractional order chaotic systems with unknown control gain
sign using a fractional order nussbaum gain,” IEEE/CAA
Journal of Automatica Sinica, vol. 6, no. 3, pp. 816-823, 2019.

[18] B. Bourouba and S. Ladaci, “Robust fuzzy adaptive sliding
mode stabilization for fractional-order chaos,” Algorithms,
vol. 11, no. 7, p. 101, 2018.

[19] R. Sakthivel, C. K. Ahn, and M. Joby, “Fault-tolerant resilient
control for fuzzy fractional order systems,” IEEE Transactions
on Systems, Man, and Cybernetics: Systems, vol. 49, no. 9,
pp. 1797-1805, 2019.

[20] A.T. Azar, A. G. Radwan, and S. Vaidyanathan, Mathematical
Techniques of Fractional Order Systems, Elsevier, Amsterdam,
Netherlands, 2018.

[21] X. Zhang and Y. Chen, “Admissibility and robust stabilization
of continuous linear singular fractional order systems with the
fractional order w: the O0<a<1 case,” ISA Transactions,
vol. 82, pp. 42-50, 2018.

[22] J. Fei and C. Lu, “Adaptive fractional order sliding mode
controller with neural estimator,” Journal of the Franklin
Institute, vol. 355, no. 5, pp. 2369-2391, 2018.

[23] Y. Wei, Y. Chen, T. Liu, and Y. Wang, “Lyapunov functions
for nabla discrete fractional order systems,” ISA Transactions,
vol. 88, pp. 82-90, 2019.

[24] S. Mirzajani, M. P. Aghababa, and A. Heydari, “Adaptive T-S
fuzzy control design for fractional-order systems with para-
metric uncertainty and input constraint,” Fuzzy Sets and
Systems, vol. 365, pp. 22-39, 2019.

[25] S. Ladaci and A. Charef, “On fractional adaptive control,”
Nonlinear Dynamics, vol. 43, no. 4, pp. 365-378, 2006.

[26] B. Shi, J. Yuan, and C. Dong, “On fractional model reference
adaptive control,” The Scientific World Journal, vol. 2014,
Article ID 521625, 8 pages, 2014.

[27] D. Sheng, Y. Wei, S. Cheng, and J. Shuai, “Adaptive back-
stepping control for fractional order systems with input
saturation,” Journal of the Franklin Institute, vol. 354, no. 5,
pp. 2245-2268, 2017.

[28] M. Chen, C. Jiang, and Q. Wu, “Backstepping control for a
class of uncertain nonlinear systems with neural network,”
International Journal of Nonlinear Science, vol. 3, no. 2,
pp. 137-143, 2007.

[29] Y. Wei, Y. Chen, S. Liang, and Y. Wang, “A novel algorithm
on adaptive backstepping control of fractional order systems,”
Neurocomputing, vol. 165, pp. 395-402, 2015.

[30] Q. Wang, J. Zhang, D. Ding, and D. Qi, “Adaptive mittag-
leffler stabilization of a class of fractional order uncertain
nonlinear systems,” Asian Journal of Control, vol. 18, no. 6,
pp. 2343-2351, 2016.

[31] Y. Wei, P. W. Tse, Z. Yao, and Y. Wang, “Adaptive back-
stepping output feedback control for a class of nonlinear
fractional order systems,” Nonlinear Dynamics, vol. 86, no. 2,
pp. 1047-1056, 2016.

[32] C. Hua, J. Ning, G. Zhao, and Y. Li, “Output feedback nn
tracking control for fractional-order nonlinear systems with

(33]

(34]

(35]

(36]

(371

(38]

(39]

[40]

(41]

(42]

(43]

(44]

(45]

(46]

(47]

(48]

15

time-delay and input quantization,”
vol. 290, pp. 229-237, 2018.

S. Shao, M. Chen, S. Chen, and Q. Wu, “Adaptive neural
control for an uncertain fractional-order rotational me-
chanical system using disturbance observer,” IET Control
Theory and Applications, vol. 10, no. 16, pp. 1972-1980, 2016.
N. Liu and J. Fei, “Adaptive fractional sliding mode control of
active power filter based on dual rbf neural networks,” IEEE
Access, vol. 5, pp- 27590-27598, 2017.

Y. Wu and H. Lv, “Adaptive neural network backstepping
control for a class of uncertain fractional-order chaotic sys-
tems with unknown backlash-like hysteresis,” Aip Advances,
vol. 6, no. 8, Article ID 085121, 2016.

C. Wang and M. Liang, “Adaptive nn tracking control for
nonlinear fractional order systems with uncertainty and input
saturation,” IEEE Access, vol. 6, pp. 70035-70044, 2018.

Q. Zhou, L. Wang, C. Wu, H. Li, and H. Du, “Adaptive fuzzy
control for nonstrict-feedback systems with input saturation
and output constraint,” IEEE Transactions on Systems, Man,
and Cybernetics: Systems, vol. 47, no. 1, pp. 1-12, 2016.

M. R. Askari, M. Shahrokhi, and M. Khajeh Talkhoncheh,
“Observer-based adaptive fuzzy controller for nonlinear
systems with unknown control directions and input satura-
tion,” Fuzzy Sets and Systems, vol. 314, pp. 24-45, 2017.

C. Wang and M. Liang, “Adaptive backstepping control of a
class of incommensurate fractional order nonlinear mimo
systems with unknown disturbance,” IEEE Access, vol. 7,
pp- 150949-150959, 2019.

W. Zhu, W. Li, P. Zhou, and C. Yang, “Consensus of frac-
tional-order multi-agent systems with linear models via ob-
server-type protocol,” Neurocomputing, vol. 230, pp. 60-65,
2017.

P. Gong, “Distributed tracking of heterogeneous nonlinear
fractional-order multi-agent systems with an unknown
leader,” Journal of the Franklin Institute, vol. 354, no. 5,
pp. 2226-2244, 2017.

Z. Yang, S. Zheng, F. Liu, and Y. Xie, “Adaptive output
feedback control for fractional-order multi-agent systems,”
ISA Transactions, 2019, In press.

A. A. Jafari, S. M. A. Mohammadi, M. M. Farsangi, and
M. H. Naseriyeh, “Observer-based fractional-order adaptive
type-2 fuzzy backstepping control of uncertain nonlinear
mimo systems with unknown dead-zone,” Nonlinear Dy-
namics, vol. 95, no. 4, pp. 3249-3274, 2019.

S. Das, Functional Fractional Calculus for System Identifica-
tion and Controls, Springer, Berlin, Germany, 2008.

J. C. Trigeassou, N. Maamri, and A. Oustaloup, “The infinite
state approach: origin and necessity,” Computers & Mathe-
matics with Applications, vol. 66, no. 5, pp. 892-907, 2013.
R. M. Sanner and J.-J. E. Slotine, “Gaussian networks for direct
adaptive control,” IEEE Transactions on Neural Networks,
vol. 3, no. 6, pp. 837-863, 1992.

S. Tong and Y. Li, “Adaptive fuzzy output feedback control of
mimo nonlinear systems with unknown dead-zone inputs,”
IEEE Transactions on Fuzzy Systems, vol. 21, no. 1, pp. 134-
146, 2013.

T. Basar, An Invariance Principle in the Theory of Stability,
Wiley-IEEE Press, Hoboken, NJ, USA, 2001.

Neurocomputing,



Hindawi

Complexity

Volume 2019, Article ID 5453184, 10 pages
https://doi.org/10.1155/2019/5453184

Research Article

WILEY

Hindawi

Risk Analysis of Emergency Based on Fuzzy Evidential Reasoning

Xiaojiao Qiao (' and Dan Shi®?

!School of Management, Tianjin University of Technology, Tianjin, China
2School of Business, Dalian University of Technology, Panjin, LiaoNing Province, China

Correspondence should be addressed to Dan Shi; shidan56@dlut.edu.cn

Received 26 July 2019; Revised 12 October 2019; Accepted 1 November 2019; Published 22 November 2019

Guest Editor: Baltazar Aguirre-Hernandez

Copyright © 2019 Xiaojiao Qiao and Dan Shi. This is an open access article distributed under the Creative Commons Attribution
License, which permits unrestricted use, distribution, and reproduction in any medium, provided the original work is
properly cited.

Risk analysis of emergency is vital to effective emergency management. However, conventional analysis is challenged by the
emerging problems as risk of emergency appearing increasingly complicated. The risk attributes of emergency originate in
complicated sources, and their information is always incomplete. To ensure the efficiency and stability of emergency risk analysis,
we proposed an elaborative approach composed of structural description framework and fuzzy evidential reasoning. Firstly, the
risk attributes are identified by structural description framework. The information as evidence is obtained and normalized for
further analysis. Secondly, risk analysis model with fuzzy evidential reasoning is constructed, and risk grade is evaluated. Finally, a
certain railway project accident is taken as an example to test the model and some managerial insights are demonstrated. An
approach combining structural description framework and fuzzy evidential reasoning model is feasible and effective; furthermore,

it provides stable support for emergency risk analysis.

1. Introduction

Over the past decades, research on emergency management
has gained enormous attention in both academia and
practice [1-4]. Due to the complexity of emergency and its
severity consequence, it is vital to investigate deeply on the
emergency management involving risk analysis, develop-
ment control, and evolution management [5]. There are
various types of emergency, and they make emergency
management even more complicated. In China, according to
the overall state emergency plan, emergency mainly contains
four categories: natural disasters, social security, public
health, and technical accidents. Taking earthquakes, a typical
natural disaster, as an example, it performs complex on its
consequence [6]. The consequence usually appears as a
complex disaster chain including casualties, economic loss,
fires, landslides, floods, plague, and social panic. Another
example is railway project accident [7], which is even harder
to cope with for the reason that such accident combines
industrial technology and natural situation with social en-
vironment factors together. So, many works are carried on
by the lens of complexity science [8-10], and a series of

positive progress is made [11-13]. Considering the com-
plexity of the emergency and its consequence, it will benefit
to emergency management if the decision maker could react
as early as possible [14]. Therefore, the risk analysis of
emergency is of great significance.

As a critical part of emergency management, risk
analysis of emergency is actually a complicated work [15].
Accurate and stable analysis of emergency risk means great
on many aspects [16], such as to reduce frequency of oc-
currence [17], lower the initial loss [18], and control the
evolution process effectively [19]. Therefore, it is necessary to
propose advanced approach to better solve problems of risk
analysis. Taking China emergency management as an ex-
ample, risk management with characteristics of all-phase,
all-stakeholder, and all-type was not informed until 2003.
Therefore, to make further progress on risk analysis research,
especially on coping with the increasingly complicated risk
circumstance, it is suggested to develop more flexible and
adaptable analysis approach.

Some researchers notice that emergency risk usually
performs poor due to the imperfect information either in-
adequate or loss [20, 21]. To deal with such decision
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scenarios, evidential theory and evidential reasoning method
are introduced [22]. In a basic evidential model, it focuses on
solving problem with the characteristic of proposition un-
certainty to set uncertainty [23]. This could be realized by
contrasting the propositions and sets one by one. Take ® =
{G|,G,,...,G,} as a set, in which the elements are mutually
exclusive and exhaustive. The set is so called identification
framework. Besides, the mass (1) describes the belief of the
framework, which satisfies m (&) = 0, and ) 4com(A) = 1,
wherein ¢ signifies empty set and A stands for any subset of
0. As it develops to evidential reasoning, its advantage of
dealing with decision scenarios without complete in-
formation is increasingly obvious [24-29]. Therefore, a
common knowledge for decision makers as well as re-
searchers is formed that evidential reasoning could solve
problems with characteristics of multiattributes.

Recent relevant works on evidential reasoning approach
concentrate on the update of evidential reason rule, the
implementation of this method in practice, and the in-
tegration with other methods. Among the extensive research
dedicated to the evidential reasoning, the following works
are very representative. Wang and Elhag [30] model the
bridge risk by artificial neural network, evidential reasoning,
and multiple regression analysis. After a comparison of their
modelling mechanisms, they argue the remarkable advan-
tage of evidential reasoning is its ability of modelling
quantitative and qualitative data using the distributed
modelling framework. Some works focus on updating the
evidential rule. Yang and Xu [31] improve the evidential
reasoning approach by a new rule considering evidence
weights and reliabilities. Liu et al. [32] concern the hesitant
fuzzy information and highlight the importance of in-
formation processing in emergency management. Some
works focus on how to use evidential reasoning to solve the
problems. Kong et al. [33] develop the belief rule-based
inference methodology using the evidential reasoning ap-
proach and help the decision maker to predict trauma
outcome. Xu et al. [34] investigate a purely data-driven work
and propose a classification method using evidential rea-
soning. Zhang et al. [35] consider a fuzzy rule and conduct a
navigational risk assessment. Some works establish novel
analysis framework by integrating evidential reasoning with
other approaches. Wang et al. [36] incorporate the analytic
hierarchy process with evidential reasoning, by which they
help contractors to select appropriate subcontractor. Evi-
dential reasoning in this work contributes to rank the al-
ternative subcontractors. Ng [37] takes evidential reasoning-
based approach as a fast-track and objective tool and uses it
to rank the available design alternatives. Working with the
combination of multiattribute decision and non-life cycle
assessment, it is proved that evidential reasoning benefits the
evaluation of design alternatives’ environmental perfor-
mances. Kong et al. [38] make a combination of the principal
component analysis and the evidential reasoning approach
and provide a new framework to assess patient satisfaction.

To sum up, two streams of research are closely related to
our work: emergency management, especially risk analysis,
and approach that may contribute to risk analysis, especially
evidential reasoning. The existing studies have made
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significant contributions to risk analysis and evidential
reasoning. However, it is worth mentioning that little at-
tention was paid to risk analysis of technical accident such as
railway project accident. It may be induced by the lack of
understanding for the risk analysis of such emergency.
Considering the information in emergency is always un-
certain and incomplete, we adopt the fuzzy evidential rea-
soning. Further, to better understand risk attributes, we
introduce structural description framework to the fuzzy
evidential reasoning. Therefore, we propose an analysis
approach by incorporating the structural description
framework in fuzzy evidential reasoning. To prove the
validity of the model we proposed, we run a case study on
railway project accident. Railway project accident is a
complex system which may contain transportation acci-
dents, public facility accidents, equipment destruction, en-
vironmental pollution, industrial hazard, and economic loss
[39]. Furthermore, it is a typical technical accident and is
seldom analyzed in emergency research. Therefore, our work
is different from previous studies. We propose a novel
approach for risk analysis by combining structural de-
scription framework with fuzzy evidential reasoning, es-
pecially when the information is imperfect either uncertain
or incomplete. We firstly establish accident structural de-
scription framework, identification framework, and it helps
to identify risk attributes rapidly and accurately. Secondly,
we construct fuzzy belief structural model and normalize all
the information we collected as evidence. Thirdly, the fuzzy
evidential reasoning model is used to further processing of
risk attributes. Finally, we obtain the risk analysis results, so
as to provide solution for risk analysis of emergency.

The remainder of this paper is organized as follows.
Section 2 establishes structural description framework for
identification of risk attributes. Section 3 illustrates the
model, and Section 4 takes certain railway project accident as
an example to test the validity of our work. Finally, Section 5
concludes our work and offers directions for the future
research.

2. Analysis of Risk Attributes

The accurate identification of emergency risk attributes is the
premise of risk analysis. The core object is to identify the
general attribute and basic attribute [40]. As there is no
universal or uniform model for different emergencies [41],
we propose a reasonable analysis framework. We determine
the basic risk sources followed by their possible outcome and
set them as the evidence. After that, we assign the reasoning
rules and transform all the evidence to the general attribute.
Till then, we accomplish emergency risk attributes analysis
and lay foundation for the construction of fuzzy evidential
reasoning model.

2.1. Identification of Emergency Risk Attributes. With re-
garding to the complicated characteristics of emergency,
may be high uncertainty and severity consequence, we
ought to consider both internal and external risk attributes
of such complex system. To systematically illustrate
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emergency, it adopts a set form to establish structural
description framework as Emergency={{Emergency
Type}, {Key Attribute}, {Secondary Attribute}, {Environ-
mental Attribute}, {Hazard Attribute}} [40]. This frame-
work significantly helps to understand the emergency and
its severity as well. Looking back to the framework, it
provides a simple way to identify risk attributes, covering
the risk source, pattern, trend, and consequence. Therefore,
this framework could also be applied to emergency risk
attribute identification and correspondingly simplified as
Emergency ={{Key Attribute}, {Secondary Attribute},
{Environmental Attribute}}. Among which, key attribute is
the risk factor inside the emergency. To some extent, the
risk grade (risk value) directly determines the severity of
the initial consequences once the event occurs. The sec-
ondary attribute also stems from the inside of emergency
and usually affects emergency indirectly. The environ-
mental attribute exists outside of emergency, affects the
emergency observably and measurably, but not necessarily
controllably. For the convenience of further analysis, these
three attributes are collectively referred as general attri-
butes. Besides, to illustrate specific emergency risk, each
general attribute could be subdivided to basic attribute.
That is, the general attributes are extracted to describe the
common characters, while the basic attributes are used to
highlight the specific status. Then, the identification
framework for emergency risk attribute is established as
shown in Figure 1.

Considering the relationship among general attributes,
basic attributes, and emergency risk grade, we obtain the
reasoning rules as follows. If no basic attribute of certain
general attribute belongs to certain risk grade, then the
general attribute does not belong to this risk grade either. If
all the basic attributes of certain general attribute belong to a
certain risk grade, then the general attribute also belongs to
this risk grade. If the basic attribute of the general attribute
belongs to multiple grades, then the general attribute should
be allocated to different grades under specific rules. Using
the framework shown in Figure 1, we can identify the risk
attributes, find the sources for risk, evaluate the occurrence
probability, and predict the possible consequences. Once the
risk attribute analysis framework is set up, it would support
the subsequent modelling research on risk analysis of
emergency.

2.2. Fuzzy Belief Model of Emergency. Considering the
complicated characteristics of risk attribute, it is necessary
to normalize all the risk attributes for further analysis.
Usually, it takes grade to describe emergency risk. The
grade should contain several standards to assess risk. The
standards may cover severity of the emergency, frequency
of emergency occurrence, and emergency consequence.
Taking CRH brake system failure risk as an example, the
risk grade is defined by grade I to grade IV. As to natural
disaster risk, it is subdivided to five grades. There are also
some emergency risk grades described by the qualitative
method. For example, fault mode severity can be classified
to insignificant, marginal, critical, and catastrophic;

incident frequency can be described as seldom, little, av-
erage, usually, and always. Additionally, there are also some
quantitative description methods, such as the risk value.
The evidence for risk attribute is so diverse that the evi-
dence ought to be normalized before further analysis.
Combining the fuzzy set theory and the belief structure
model, we establish fuzzy belief structure.

Assume emergency has N fuzzy risk grades and the
adjacent two grades may intersect. Given membership
functions, we symbol fuzzy numbers for each grade as FG,,
and further describe them with triangular fuzzy number or
trapezoidal fuzzy number. The intersection between FG,, and
FG,,1 is denoted as FG,,, ,,41, as is shown in Figure 2. Then,
the emergency fuzzy risk can be illustrated by FG = {FG;,
FG,, ..., FG,, ..., FGy}. Together with the belief model, we
obtain the fuzzy belief model as follows:

FBS(E) ={(FG,.B,), n=1,2,...,N}, (1)

wherein FG,, represents fuzzy risk grade, N depicts the total
number of grades, and f3,, denotes the belief of emergency
risk grade falling on grade FG,. Moreover, we have
B,20,0<YN B <1.Specifically, ¥ 8, = 1 indicates that
the risk attribute information is completely known,
while YV 8, = 0 indicates that people know nothing about
risk attribute at all.

3. Model

Based on the aforementioned analysis, the evidential rea-
soning model would be proposed. The model would be
ultimately established through the following four steps.
Firstly, risk attributes are identified. By the structural de-
scription framework for emergency, we could obtain the
general attribute and further get the basic attribute through
experience on emergency management. Secondly, in-
formation of risk attributes is normalized. We collect the
information of all the risk attributes and take them as ev-
idence for further reasoning. Then, we set the normalization
rules for evidence both qualitative and quantitative. Thirdly,
the general attributes contributing to risk are calculated. The
major work in this step is mainly composed of calculation on
mass value and correspondingly belief for all the general
attributes, as well as allocation of the intersection reliability.
Finally, the emergency risk analysis results are obtained.
The framework of evidential reasoning model is shown in
Figure 3. As the first step has been prepared by risk attribute
analysis, we would pursue the model construction from the
second step.

3.1. Conversion of Fuzzy Belief Structure. Evidence of risk
attribute has the characteristics of multifeature, multi-
standard, and multilength, which increases the complexity of
risk analysis. Therefore, it is necessary to normalize the
evidence of risk attributes before subsequent analysis. To
solve this problem, we adopt fuzzy belief structure model.
Given fuzzy risk grades FG = {FG,,n = 1,2,..., N}, fuzzy
belief structure is FBS(E) = {(FG,,,),n=1,2,...,N}
Assuming that risk attribute R has evidence with length /, its
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FIGURe 3: Framework of fuzzy evidential reasoning model.

risk grade is FGX = {FG,,n=1,2,...,N} and its fuzzy
belief structure could be labeled as FBS(RI) = {(FG,,,
a,),n=12,...,N}. Regarding that evidence could be il-
lustrated either qualitatively or quantitatively (even with
different lengths), we set the processing rules as follows.
If the risk attribute has qualitative evidence with the
same length comparing to emergency fuzzy risk grade,
i.e.,, N;=N, then the evidence could be converted directly

by
(FGfg,cxnz) & (FG,;,B1), 1y =nyn € Nyny, € N,
(2)

If the evidence is qualitative with different lengths
comparing to fuzzy risk grade, i.e., N # N;, then we could

convert it to FG,, by belief y,, (1 € N,n, € N)).
Therefore,

(FGg, ‘xnz) = (FGnl’Ynl,n2)> n €N,my e N,  (3)

wherein 0<y,; , <land Y2 _ Ypm = 1.

If the risk attribute has quantitative evidence and its risk
value belongs to fuzzy risk grade FG,andFG,,, with
membership yFG, and uFG,,, separately, then it converts as

FGRl,a A PEN <FG . HUrGn >, (FG . HEGn+1 >,
( " n) " UG * BrGas " G + MG
n, € N,n, € Nj.

(4)
By (2)-(4), the basic risk attribute evidence is normalized.
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3.2. Fuzzy Evidential Reasoning Model. As aforementioned,
we establish a structural description framework consisting of
key attributes, secondary attributes, and environmental at-
tributes; we could use this framework, i.e., R = {{KR}, {SR},
{ER}} to describe emergency risk attributes. Each general
attribute could be subdivided into some certain basic at-
tributes. From then on, we take KR as an example to
construct model. Assume the number of KR’s basic attri-
butes is X and get FBSX® = {(FG,,,f0)},n=1,2,...,N,x =
1,2,...,X after fuzzy ‘belief structure convertin )% Setting
the correspondmg weight of KR as w,, and Y 0, =1,
the mass value of each basic risk attrlbutes could be obtained

by

m,=wp, n=12...,Nx=12...,X. (5)

Additionally, there also exists some risk which could not
be ascertained due to incomplete or even totally unknown
information in practice, which is measured by

N N
mg=1—2m;‘=1—2wx/3ﬁ, n=12...,

n=1 n=1

N,x=12,..., X.

(6)

By normalization weights w, to ', we can further
process the evidence of KR. The risk evaluation result of KR
is FBS(KR) = {(FG,, B;)}.n=1,2,...,N,x=1,2,..., X.
Therefore, we obtain the mass value of KR by using the
following equation:

X X
KR _ x x x
m, =w [mn+mG]_ mg >

x=1 x=1

n=12,...,N.

(7)

The mass value of the intersection between two adjacent
risk grades is

X X
KR _ 1 max x x X X x
mn,n+l =w nuFGn,nH { H(mn +m, .t mG) - H(mn + mG)
x=1 x=1

(8)

The mass value of uncertain risk grades due to imperfect

information is
X
=w { H me, } 9)
x=1

Specially, @' is determined by YN m(G,)+ YN

Gn,n+1 =1
Belief for each mass value is
KR
m
/,;SR l_ian(R’ n=l,2,...,N, (10)
KR
m
ﬁ,‘iﬁH:l_”%*;R, n=12,...,N-1 (11)

G

We obtain the prlmary analysis result by {(FGXR,
ﬁKR) (FGnnH,ﬁMH) (FG , ER)}. However, the in-
tersection between two grades does not exist in reality.

Therefore, it still needs further analysis on (FGhx,,, ﬁﬁﬂ .

3.3. Allocation of Fuzzy Intersection Belief. Considering the
risk grade is regulated clear in reality, it is necessary to
process the intersection between adjacent risk grades. To
insure the analysis is reasonable, we set the reasoning rules
as follows. If the intersection FG,,,,,, totally belongs to FG,
or FG,,,, then its belief also belongs to FG,, or FG,,,. If
the intersection FG, ,,, varies from FG,, to FG,,,,, as shown
in Figure 4, and the endpomts are set by FG,, and FG,,,,
then we allocate (m); n+1’/3n A ) within this interval.

As it is shown in Figure 4, the proportion of grade FG,

inS,,, is SKR,, while the proportion of grade FG,,, is 6
SKR 4 GKR" _ 1, and they are determined by (12) and (13)

n+l
separately:

KR'_l _ d, Sn
O _2[(1 dn+d,m>+s +snﬂ] (12)

k' _ 1 Ay St
= — 1 — . 1
6n+1 2 |:< dn + dn+1 " Sn + Sn+1 ( 3)
Therefore, the belief allocated to grade FG,, is

KR’
KR’ _ Sn + 8;1 Sn,n+1 (14)
" Sy + St + Sni

nn+

However, the belief allocated to grade FG,,,, is

ﬁ:ffl, _ Sue1 + 8n+1 nntl (15)
Sn + Sn nel T Sn+1

Then, combining w1th{(mKR ﬁKR) (m nn+1’ﬁ55+1
KR, BER)}, we get the initial risk analysis result of ac-

c1dent as
KA LKA KA' KA LKA
{(mn > n +ﬁn >’(mG PG )} (16)

Since the key attribute, secondary attribute, and envi-
ronmental attribute have been differentiated when we
identify general risk attribute, it is not necessary to rank the
risk attributes like risk analysis paradigm in general.

3.4. Analysis of Fuzzy Evidential Reasoning Results. To un-
derstand the risk grade more intuitively, we take a further
analysis. It also benefits emergency management, such as
release warning signals and formulate emergency response
in different stages of the emergency. To solve this problem,
we use the expected risk value. As the risk grade and its
belief could be obtained by (16), we determine the grade
risk values as follows. Assuming the risk value of the
highest grade to 1 and the lowest grade to 0, the n — 2 grades
among them could be determined by specific accident. The
analysis result would be finally obtained by the summation
of all the risk values:
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FIGURE 4: Fuzzy intersection reliability allocation.

N
U = Y Bor, (17)
n=1

Based on the analysis of the key attribute, we can analyze
the risk of the secondary attribute and environmental at-
tribute as the same way proposed by (1)-(17). With re-
garding to the expected risk value of KR, SR, and ER, it
would exactly help to analyze accident risk. That is, given the
information of risk attributes, the fuzzy evidential reasoning
model would make sense on estimating to what extent the
accident would happen. Besides, this approach also helps to
evaluate the severity of the accident consequence.

4. Model Analysis on Case Study

Here, we take railway project accident as an example.
Railway project accident is a typical technical accident and
seldom researched in previous works. We determine the
information and evidence of risk attribute mainly from the
following two documents: Technical Code for Risk Man-
agement of Railway Construction Engineering (issued by
China Railway in 2014), Statistics of Construction Risk (a
series of documents declared by certain railway project in
2018).

4.1. Model Solution

4.1.1. Step 1. Using the emergency risk attribute identifi-
cation framework, we determine the general attributes and
their basic attributes. Then, calculate the risk grade, weight,
and value of all attributes. Finally, we obtain 21 basic at-
tributes, and their information is summarized as shown in
Table 1.

4.1.2. Step 2. Considering the specific condition of railway
project in China, we measure the risk grade of railway
project accident by {Catastrophic, critical, general, Mar-
ginal, insignificant}, which simplifies as FG ={FG,, FG,,
FGs, FGy, FGs}. With regard to Figure 2, finally, we de-
termine the fuzzy risk grade for railway project accident as
in Figure 5.

4.1.3. Step 3. We take further process of basic risk attributes.
To simplify but without loss of generality, we omit the
process of getting the ultimate evidence from multi-in-
formation. Calculation starts from cut slope height, whose

risk value is 2; triangular fuzzy number for FG; is (0, 0, 4)
and for FG, is (0, 4, 8). Then, we obtain fuzzy belief of cut
slope height as {(FG;,0.5), (FG,,0.5), (FG;,0), (FG,,0),
(FG;,0)}, take (0.5, 0.5, 0, 0, 0) for short. All the basic at-
tribute analysis results are demonstrated in the third column
in Table 2. Then, we get the mass value by (5)-(7), and the
result is shown in the fourth column in Table 2. Based on
equations (8)-(11), we get the primary result on railway
project accident risk analysis and it is shown in the fifth
column in Table 2. Note that there is still an intersection
between the adjacent grades; therefore, we pursue to allocate
the intersection by the following steps.

4.1.4. Step 4. By equation (12)-(16), we allocate the in-
tersection belief to the two adjacent grades and get the result
on risk evaluation considering risk grade and its belief. As
mentioned before, we further calculate the expected risk
value for each basic attribute by using equation (17). Finally,
we conclude the results of this step and list them in Table 3.

4.2. Results Analysis. We could draw some managerial in-
sight out of the above results. One interesting point is that
the risk value of the key attribute is not significantly high
comparing with the traditional recognition. We explain this
counterintuitive result from the perspective of practice. In
reality, people tend to spend enormous money and high
effort on this aspect, and it leads to technology progress and
effective regulation. Therefore, although the key attribute is
vital to railway project accident, the failure rate and risk
value is low. It is in line with the development status of China
railway project.

Secondary attribute performs relatively average in risk
grade and belief, which is basically consistent with the
actual situation. Unexpectedly, the belief allocated for the
environmental attribute is relatively high. It may be due to
the geological condition which is important to railway
project and its operation. As it is shown in the statistics
data of railway project accident, major economic losses
and casualties are usually caused by environmental
attribute.

To some extent, these findings will push managers to
rethink the role of traditional experience recognition and
related training. Moreover, we also provide reference for risk
prevention, early warning, and response of railway project
accident. Especially, it would obviously benefit to the railway
company with capital constraints.
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TaBLE 1: Railway project accident risk analysis and evident definition.
General attribute Basic attribute Risk consequence Risk R%Sk Risk
grade weight value
Cut slope height Slide slump, blocks peeling off, roadbed deformation  FG; 0.2 2
Bank slope height Embankment settlement, slope collapse FG; 0.1 9
Special construction conditions Casualty, economic loss, postproject risks FG, 0.2 6
. Special construction technologies Project fa1lure., economic lO.SS’ dérlvatlve project FG, 0.2 1
Key attribute failure, postproject risks
Deep foundation pit Structural design failure, settl.ement deformation, FG, 02 7
unexpected accidents
Existing railway effects Technological bottleneck, roadbed deterioration, FG, ol 16
schedule delay
Project schedule Go over budget, allev1a:ieelf;1;1ct10n, interface project FG, ol 15
Function loss Below the market demand FG; 0.05 9
Project investment Project abandon, poor quality, social conflicts FG, 0.1 11
. Destroy environment like cultural relics and natural
Environment protect habitats. Social conflict and welfare FGy 0.15 !
Secondary attribute  Social status along the project Social conflict, go over budget, schedule delay FGs  0.05 17
Locomotive depot configuration Operational risk, social investigation FG,  0.05 14
Vehicle configuration Operational risk FGs  0.05 18
Terminal location Project abandon, infrastructure settlement FG; 0.05 14
Project interface Project isolation, project failure FG; 0.2 9
Infrastructure relocation Go over budget, schedule delay, group conflict FG, 0.15 6
Residual risk Unexpected loss FG;  0.05 —
Weather condition Project duration, operational risk FG; 0.15 9
. Underground water Settlement, roadbed deformation, water pollution FG; 0.25 18
Environmental . . . .
. . . Roadbed risk, social conflict, project abandon, karst
attribute Geological condition . . . FG; 025 7
water and mud inrush disaster, bombing
Stuff quality Casualty, operational risk, project failure FG, 0.35 3
A
u(
[FGL G FGs o FGa EGs
FG12 EGa3 EG34 EGy5
0 4 8 10 16 20 1
FIGURE 5: Fuzzy risk grade of railway project accident.
TABLE 2: Analysis results of risk attributes (I).
General . . . .
. Basic attribute Belief Mass Primary result
attribute

(0.5, 0.5, 0, 0, 0)
(0,0, 1,0, 0)

(0, 0.5, 0.5, 0, 0)

(0.1, 0.1, 0, 0, 0)
(0, 0, 0.1, 0, 0)

(0, 0.1, 0.1, 0, 0)

Cut slope height
Bank slope height
Special construction

conditions {(FGy, 0.0241), (FG, 0.0136), (FG,, 0.1906),
Key attribute Special construction (0.3333, 0.6667, 0, 0, (0.0666, 0.1333, 0, (FG,3,0.1742), (FGs;, 0.1814), (FG; 4, 0.0258),
technologies 0) 0, 0) (FGy, 0.048), (FGyps, 0.0127), (FGs, 0)}
Deep foundation pit (0.875, 0.125, 0, 0, 0) (0.1750, g.)OZS, 0.0,
Existing railway effects (0.0, 0, 1, 0) (0.0, 0, 0.1, 0)
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TaBLE 2: Continued.
General . . . .
. Basic attribute Belief Mass Primary result
attribute
. (0, 0, 0, 0.0625,
Project schedule (0,0, 0, 0.625, 0.375) 0.0375)
Function loss (0,0, 1, 0, 0) (0, 0, 0.05, 0, 0)
Project investment (0, 0, 0.1667, 0.8333, (0, 0, 0.0167,
) 0) 0.0833, 0)
Environment protect (0.5, 0.5, 0, 0, 0) (0.075, 06())75’ 0,0,
Social status along the (0, 0, 0, 0.0438,
Secondar project (0,0, 0,0.875,0.125) 0.0625) {(FGy, 0.1002), (FGj, 0.0106), (FG,, 0.1057),
attribute Y Locomotive depot (0.0, 0, 0.6667, (0, 0, 0,0.0333, (FG,3, 0.059), (FGs, 0.1067), (FG3 4, 0.0871),
configuration 0.3333) 0.0167) (FGy, 0.1323), (FGy 5, 0.0144), (FGs, 0.1632)}
. . (0.0, 0, 0.8889, (0, 0, 0, 0.0444,
Vehicle configuration 0.1111) 0.0056)
Terminal location (0, 0, 0.4286, 0.5714, (0, 0, 0, 0.0214,
ermmat focatio 0) 0.0286)
Project interface (0,0, 1,0,0) (0, 0, 0.2, 0, 0)
. (0, 0.8571, 0.1429, 0, (0, 0.1286, 0.0214,
Infrastructure relocation
0, 0) 0, 0)
Residual risk (0, 0, 0,0, 0) (0, 0, 0, 0, 0)
Weather condition (0,0, 1,0,0) (0, 0, 0.15, 0, 0)
Undereround water (0, 0, 0, 0.3333, (0, 0, 0, 0.0833,
Environmental & 0.6667) 0.1667) {(FG,, 0.1123), (FG, ,, 0.0344), (FG,, 0.1031),
attribute Geological condition (0, 0.25, 0.75, 0, 0) 0, 0.0625, 0.1875,  (FGy3, 0.0357), (FG3, 0.1708), (FGs 4, 0.0258),

(0.8571, 0.1429, 0, 0,

0, 0) (FGy, 0.0746), (FGys, 0.0322), (FGs, 0.0096)}

Staff quality 0) (0.3, 0.05, 0, 0, 0)
TaBLE 3: Analysis results of risk attributes (II).
FG, FG, FG; FG, FGs Expected risk value
Key attribute 0.0319 0.2805 0.2764 0.0672 0.0064 0.5742
Secondary attribute 0.1057 0.1395 0.1787 0.1831 0.1704 0.5649
Environmental attribute 0.1295 0.1392 0.2015 0.1036 0.0257 0.4151

5. Conclusions

Emergency risk analysis is vital to emergency management;
especially, it plays an important role on learning emergency
operational mechanism. Aiming at providing a stable approach
to analyze emergency risk, this paper proposes an analytical
approach incorporating structural description framework and
fuzzy evidential reasoning. It starts from the establishment of
risk attribute identification, which is taking emergency
structural description framework as the foundation. Then, we
assess the risk grade of risk attributes by evidential reasoning.
By a case study on railway project accident, it is proved that the
approach outperforms comparing to current risk management.
It could provide theoretical support for the risk prevention and
decision-making involving in each stage.

To conclude, our study proposes a novel approach for
accident risk analysis by combining structural description
framework and fuzzy evidential reasoning, especially when
the information is imperfect either uncertain or incomplete.
We firstly establish accident structural description frame-
work, identification framework; it helps to recognize risk
attributes rapidly and accurately. Secondly, we construct
fuzzy belief structural model and normalize all the

information. Thirdly, the fuzzy evidential reasoning model is
used to combine basic attributes. Finally, we obtain the
analysis results, so as to assist the decision-making of
emergency risk prevention or response.

The limitations of our work are also obvious due to the
model construction. Firstly, the evidential reasoning rule we
used here is very basic. It is in premise of the implicit as-
sumption that the fuzzy risk grade is defined clearly.
However, the grade may be obscure in reality, and it may
induce the fact that the evidence belongs to three or more
different grades. Secondly, the basic attributes of our case
study are relatively small. We obtain such attributes from
deep analysis of daily records of specific railway project and
statistics of construction risk, and they are undoubtedly
helpful to make risk analysis. Considering the analysis result,
especially the analysis of key attribute, it still needs more
detailed works on the basic attributes to highlight the critical
of the key attribute. Finally, our work merely focuses on the
occurrence risk of emergency, indeed risk is always de-
veloping. So, we have to further alleviate the difficulty of
evidential reasoning application or do the risk analysis
taking emergency development or evolution under
consideration.
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Regarding above limitations and the fact that risk
management is the basic of emergency development man-
agement and evolution research, it needs further study. As to
future work, the research could enrich the evidential rea-
soning rule by new tools of data mining and expand the
attributes’ scope from occurrence risk to development risk
and evolution risk. Further, the research could enrich the
works on risk prevention and early warning. In addition,
future work may introduce various constraints to close the
reality, especially the resource constraints. After that, it
could finally provide great references for relevant managers
and help to make scientific and efficient decisions.
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Humans have a fundamental ability, that is, to share vision among each other to fulfill common goals, which cooperative UAVs do
not have. The difficulties mainly lie in the homologous mathematical description of humans and elusive experimental practice.
This paper proposed a parallel multiview splicing on clouds, which first review both theory and practice studies in UAVs. These
terms are then reconsidered from humans’ vision sharing. Next, a conceptual model of parallel multiview splicing on clouds is
proposed and the mathematical deduction if fulfilled. Furthermore, an experimental cooperative UAVs platform is built to
practically implement the algorithms. Both the simulated and practiced results have validated the feasibility of our method.

Finally, a general discussion and proposals for addressing future issues are given.

1. Introduction

The unmanned aerial vehicle (UAV) combat system plays an
important role in acquiring information superiority, imple-
menting precise strike, and completing fast combat tasks in
current rapid combat and information war [1]. Especially the
intelligent UAV, which integrates artificial intelligence to
perceiving environment, making attack strategy and assessing
task, etc., can lead to the initiative and victory in the war [2].

However, the task accomplishment of single UAV is
often unsatisfactory. When a single UAV invades an enemy-
occupied area, it often fails to complete effective attack due
to its own load limitation, enemy interference, and in-
terception attack. Therefore, it needs cooperation among
multiple UAVs to guarantee the task completion [3, 4].

With the development of technology and equipment, the
air confrontation between big powers will be in a state of
high intensity. The traditional methods consider manned
vehicles as the main body of future aerial combat, until the
significance of cooperative UAVs (Co-UAVs) is discovered.
The cooperative UAVs show a new type of combat effec-
tiveness [5], which has the following advantages.

(a) Intelligence advantage: Co-UAVs have distributed
sensors, which can cooperate with each other to
achieve precise targets positioning. The networked
operations can share information among UAVs,

achieving “Any one knows, everyone knows” in the
swarm. The intelligence sharing lays foundation for
the realization of cooperative attack.

(b) Speed advantage: Co-UAVs can automatically de-
compose tasks online according to battlefield situ-
ation and give the subtasks to corresponding
vehicles. The assigned UAVs can react quickly and
coordinate with other operations such as in-
terference suppression, fire strike, and damage as-
sessment, which shortens the “perception-decision-
action” cycle and speeds up the combat process.

(c) Cooperation advantage: the cooperation between
UAVs can cooperate autonomously and adaptively,
which makes the swarm act as single one. As a result,
the uniform intensive attack and dense defense can
be achieved.

(d) Quantity advantage: Co-UAVs usually use low-cost
unmanned platform, which is small in size and large in
quantity. It can maintain the high-pressure situation
and continuous attack towards the enemy, paralyzing
the defense system of opposition rapidly and achieving
the operational purpose in the shortest time.

As a subversive modern attack strategy against the en-
emy, cooperative UAVs have been regarded as the core to
triumph. Especially, the swarm intelligence (SI) of Co-UAVs
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is widely applied as the key technology to win the future
combat [6].

In theory, Suresh and Ghose [7] proposed a self-adapting
ground attack strategy for UAVs by establishing a path
function within the detection range. They combine re-
connaissance, interference, and autonomous attack to build
an adaptive ground attack strategy for Co-UAVs. Luo et al. [8]
propose an online-offline integrated cooperation strategy of
UAVs, which uses offline expert decision-making to analyze
battlefield environment so as to establish the environmental
impact map; it uses online robust decision-making model to
evaluate the scenarios faced by each UAV so as to adopt the
best robust attack action. Wang et al. [9] tries to find the best
strategy of Co-UAVs by using the Radial Basis Function
Neural Network (RBE-NN) and to evaluate the performance
of cooperation. Also, an alterable neural network is in-
troduced to search the precise candidate feasible solution set,
which improves the efficiency of the RBF-NN. In [10], an
interval consistency model based on an auction algorithm is
proposed, purposing on solving the consistency problem of
Co-UAVs, making UAVs reach the target at the same time.

In practice, as the Research Laboratory of the United
States Air Force (USAF) showed in 2002, the key to success
in future complex battlefield is to use multi-UAVs, which
includes searching and attacking, investigation and sup-
pression, psychological warfare, and tactical restraint [11].
Co-UAVs are the breakthrough point of future unmanned
warfare. In the subsequent research of USAF, hundreds of
simulation experiments were conducted to simulate the
interception of Co-UAVs’ attacks to Aegis air defense system
[12]. The results show that the defense system is difficult to
intercept all UAVs and the defense system has been re-
peatedly broken through, which indicates the superior attack
performance of Co-UAVs. In 2015, the Defense Advanced
Research Projects Agency (DARPA) published the “Gre-
milins” project, which plans to develop partially recoverable
Co-UAVs for reconnaissance and electronic warfare [13].
The Gremilins can defeat the enemy by suppressing missile
defense system, cutting off communication, and attacking
the enemy’s data network based on a large amount of UAVs.
In 2016, China Electronics Technology Corporation (CETC)
firstly established Co-UAVs test prototype in China and
verified the cooperative principle of 67 UAVs. In 2017, 119
fixed-wing UAVs’ flight test was completed by CETC [14].

Both the theoretical and practical research studies in-
dicate that the Co-UAVs have become the winning force of
battlefield, which has the ability to change the game rules in
the future [15]. However, the former research mainly focuses
on the preplanned strategies, which means the ground attack
strategy is preestablished before the UAVs arrive in the
battlefield. It is very hard to preplan all the scenarios ex-
haustively, for the battlefield is unknown (or partially un-
known) in advance.

Here, a human cooperation inspired approach of Co-
UAVs is presented. We first take an explanation to goal-ori-
ented cooperation of humans, especially the strategy making
based on vision sharing. Then, a human-like model called
parallel multiview splicing on clouds (PMVSC) which in-
corporates these biobehavioral-science insights in a structured
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cooperative system of UAVs. In addition to the development of
PMVSC, we applied the model to a variety of ground attack
tasks for multitargets that required mutual cooperation of
UAVs. Finally, PMVSC is experimented in a real scenario (in
which there are two distinct kinds objects to test the precise
processing performance of Co-UAVs for multitargets) based
on the experimental multi-UAVs platform.

2. Goal-Oriented Cooperation of Humans
Based on Vision Sharing

The cooperation of humans (CoH) has been illustrated by social
psychologist Lewin et al. [16, 17]. He pointed out that humans’
cooperation is a complex group behavior (B) which is affected
by internal individuals (I) and external environment (E):

B = f(LE), (1)

where B = [B,,B,,...,B,]" represents the behavior set of
individuals and 7 is the total amount of individuals in group.
I=[I,I,...,1,]" is the internal conditions and charac-
teristics of individuals, which consists of various physio-
logical and psychological factors, such as physiological
needs, physiological characteristics, ability, and personality.
E=[E,E,...,E,]" is the external environment around
every individual.

The Lewin CoH model reveals the general principles of
human behavior to some extent. However, it is a passive
cooperation model with no clear goals. Goal-oriented be-
havior is the process of seeking to achieve general goals of
group. In a cooperative mission, every individual has his
own task; they work independently as well as parallel to fulfill
the general goal. So, equation (1) can be revised as follows:

B=f(LEG), (2)

where G = [G,G,,...,G,]" represents the group goals,
which is composed with each individual goal.

Take a typical scenario, as shown in Figure 1, for ex-
ample. The general goal is to find all the objects (the red
circle in Figure 1) in the environment, but there are obstacles
blocking the sight. Each individual can only see local objects
and environment (the translucent vision). They share their
visions to get the overall environment so as to consult to-
gether to get a proper objects assignment.

3. Goal-Oriented Cooperation Mechanism
Based on Vision Sharing

3.1. Outline of Parallel Multiview Splicing on Clouds. A
graphical representation of our proposed architecture is
given in Figure 2, which proposes that perceiving, cognizing,
and assigning targets upon UAVS’ cooperation system in
environment is like in the case of goal-oriented cooperation
of humans based on vision sharing, and each individual is
responsible for specific target, together to fulfill the overall
goal.

In PMVSC, the targets (including the true and the false)
are firstly perceived by UAVs and each UAV can only know
the targets in its own field of vision (FoV). There are several
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FIGURE 1: A typical scenario of humans’ cooperation.

UAVs over the target environment, detecting the targets by
onboard cameras. Though an UAV can get local information
through the perceive module, it cannot remove repeated
targets in group. Each UAV uploads its perceived in-
formation in FoV to clouds through the vision sharing
module. The vision sharing module preprocesses the de-
tected environment information of respective UAVs, and
then the separated FoV are combined to make a full and
detailed environment in a single map. Next, the entire map is
transferred to the cognize module to distinguish whether the
targets are true or false. The valuable and true targets are
necessary to be attacked, while disguised and false targets
not. Finally, the information of true targets is delivered to the
next module, which is responsible for task assignment and
path planning.

For the PMVSC architecture, to achieve such complicate
processes, a number of components are required to expli-
cate, which are described in the following sections together
with mathematical algorithms derivation.

3.2. The Components and Algorithms of PMVSC.
Supposing there are N UAVs to perform the attack task. For
the kth UAV in group, the image perceived by the camera is
I (x, y), where (x, y) is the position in direction of x- and y-
axis in the perceived image. In the perceived module, the
colorful image should be preprocessed to make it more
convenient for subsequent processing.

The original image I; from camera is in the red, green, and
blue model (RGB-model); each color appears in the primary
spectral components of red, green, and blue color. The model
is based on the Cartesian coordinate system. The RGB-model
has advantages in observation and application. However, as
pointed out by Ali et al. [18], the RGB-model has two inferiors
compared to the hue, saturation, and illumination model
(HSI-model): (a) the three components are used to describe
the image together, resulting in a lot of unnecessary in-
formation among the components which will increase the
calculation. (b) The change of Euclidean distance between
point and point in RGB space is not proportionate to the
change of actual color. When color separation is carried out, it
is easy to make false separation, omit useful information, or
mix useless information with useful information.

Figure 3 shows the HSI cylindrical color space model,
where f}, f., and f; represent the value of hue, saturation,
and illumination, respectively:

Target assignment
module

Cognize module

Vision sharing
module

Perceive module

FIGURE 2: Outline of parallel multiview splicing on clouds.
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where f,, f,, and fy, represent the normalized value of red,
green, and blue color in the image.

The perceive module functions on converting RGB to
HSI. In HSI-model, the image features are obvious in its
space. After converting RGB space to HSI space, the con-
nection of each information structure is more compact, each
component is more independent of each other, and the loss
of color information is less, which lays a good foundation for
segmentation and target recognition.

After transfer RGB to HSI, the information of I; should
be uploaded to the vision sharing module, which purposes
on information normalization and image invariance, which
is shown in Figure 4.

In image processing, the moment invariant feature can
reflect shape information of the image, and it has the ability
of translation invariance and scalability invariance [19]. For
an obtained image I, (x, y), define its (p + q)-order origin
moment as follows:
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Figure 3: HSI cylindrical color space model. FIGURE 4: Schematic of the vision sharing module.
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where M, and N, represents the maximum row and column
scale of image I; (x, y) and (x, y) is the position in direction
of x- and y-axis in I} (x, ¥), p,q € {0,1,2,.. .}.

However, the origin moment m*_ responds to changes in
I;.(x, y). To achieve the invariance of translation and scal-
ability, the m’]‘, q, is improved to (p+g)-order central
moment:

Target
classification

M, Ny

=Y Y - G-P Ly, 6)

row=1 col=1

where X and ¥ represent the centroid position of the image, 2
and they can be calculated by the following equation: é
[
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Because the ,u’;q can only keep the translation invariance,
so normalized central moment n’;q is defined to obtain the
ability of scalability invariance:
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In a cognize module, as shown in Figure 5 , the main 2

functions are rotation invariance, image mosaic, and targets
classification.

From [20], we can infer that the rotation invariance can
be obtained by the set of equations (8) based on normalized
central distance: FIGURE 5: Schematic of the cognize module.
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To the images I, (x, y) and I; (x, y), as shown in Figure 6,
the crucial procedure of image mosaic is to find the most
similar region in both and to montage the two images based
on the common region. Supposing the test region is a square
with length L, the similarity between two images is defined
as sim[(I;I;), L, ]. Then, the image mosaic can be fulfilled by
calculating the minimum value:

-3 3
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(9)

Once the image is mosaicked ready, all the detected targets
are combined in a whole image WI(x, y). Then, the targets
should be classified to find out the true targets to attack. For
the accurate recognition of multitargets, feature extraction
and feature classification are the key issues. True and false
targets are very similar, and even the distortion of real targets
in the process of recognition will lead to recognition errors. A
cognitive-based intelligent recognition method is used in this
paper to classify target features with similarity constraints to
achieve high accuracy of recognition.

Assume there are N targets in WI(x, y). For the ith and
jth targets TG, (x;, y;) and TG, (x;, y;), a matrix feature
space Sy € RN N can be 1ntr0duced to express the similarity
between TG; and TG;:

Slm Ik’Il a+i)yb+j)’Ltr)

ﬂ, if TG, is similar to TG i
TG “TGJ‘““

ij _
S) =

(10)

0, else.

Then, the problem of feature classification and recog-
nition for true and false targets can be transformed into the
problem of similarity constraints on feature vector
TG = {TG,, TG,, ..., TGy} c WL To classify the targets
with similar features, that is to minimize the similarity of the
same kind of targets equation (11) shows

M30 = 3112) (30 + 112) [ (1130 + ’112)2 =3(ny + ’703)2] +3 (121 = o) (121 + ’703)[3 (1130 + ’712)2 -
(121 + ’703)2] + 41y, (30 + 112) (M1 + M03)s
351 — ’703)[(’730 +1712) (1130 + ’712) =311 + 1o3) ]

5
(8)
(121 + ’703)2]’
2 2
(1130 = 31112) (1121 + 1o3) [3 (1130 + 1112)" = (121 + 7o3) ]
. T
min Sy - TG TG (11)

Since equation (11) is an optimization problem of ma-
trices, it is necessary to transform it into a singular value
matrix in order to obtain the optimal solution. Let the
singular values of matrix Sy be

Sy=PY P, (12)

where P is the transformation matrix and ) is the singular
value matrix of N x N.

Assuming that ), is a diagonal matrix composed of the
first )';. singular values of matrix K and Sy is a left singular
value vector corresponding to P,;, there is a definite solution
of min [|Sy — TG' TGz

TG

12
Uy =) Py (13)
k

For any orthogonal matrix T, to verify that I = U - T is
still the solution of m1n ISy — TG' TGl problem. Therefore,
the problem of the 0r1g1nal objective function can be re-
written as follows:

: T
min |U,T" - TG, "
st. TIT=1

If U, is used as the input layer and TG as the output layer
of the network, the problem can be used as the deep confidence
network model to solve, which is similar to the energy function
of deep confidence networks [21]. Take the u; € U, of each
network input layer as a visible variable and TG; € TG as a
hidden variable, and the energy function can be defined by
using the Gauss-constrained Boltzmann machine model as
equation (15) in order to classify the feature data reasonably:

(w; - U &
E(u, TG; 0) = Z 207 ZZT TGt - ) ¢/TG),
i=1 j=1 roj=1

(15)

where 0 = {T, d, c, 0} are the model parameters and D and M
represent the number of visible and hidden units in the
network, respectively.

By defining the range of value for model similarity
constraint parameter o, the similarity of data eigenvalue
classification can be changed. That is to say, it achieves the
cognitive recognition characteristics of similar targets, and



FIGURE 6: Schematic of optimal image mosaic.

finally it can distinguish true targets TG and false targets
TG" from WI(x, y), which is shown in Figure 7. For a target
TG;, the feature point is S/. Supposing the feature points of
samples are Sp and S;. From equation (12), if
QSIQ" = PSPY, TG j belongs to the false target, or it is true
target.

In the last process, the true target assignment of Co-
UAVs is studied. Although many intelligent methods have
been used to study multiagent cooperative problems [22-
26], especially for the unpredictable results of each UAV’s
behavior in target assignment, it will affect the imple-
mentation of all strategies of subsequent UAVs. However,
these methods are too subjective, and they are highly
coupled with real-time tasks allocation process. It is nec-
essary to introduce some more objective and dynamic
methods for targets assignment. In this paper, the Bayesian
network is introduced into UAV target assignment task
modeling to solve the dynamic adjustment and real-time
strategy in target assignment.

The Bayesian network is a directed acyclic graph with
probability annotations, which can be used to reveal learning
and statistical inference functions for prediction, causal
analysis, etc. For multiple UAVS’ target assignment task in
this paper, its Bayesian network can be expressed as follows:

B ={(G,P), (16)

where G=(U,S,A) is a directed acyclic graph,
U = {uy,uy, us,...,uy} is a member of Co-UAVs partici-
pating in the mission, S is a set of arcs of graph G, and Pis a
probability annotation of graph G, which is shown in
Figure 8.

For any UAV member u,, each element in P represents
the conditional probability density of the target node. The
rule of probability density is as follows:

P(S) = P(St1>S72S13> -+ +>S1im)

= [TP(Szm 18115812, Srmr)s

i=1

(17)

where the calculation of probabilistic P(s) needs 2!
probabilistic values, and the amount of calculation is very
huge.

Therefore, the introduction of variable independence
hypothesis in Bayesian networks can greatly reduce the prior
probability of the definition of Bayesian networks. For the
probability density rule constructed in this paper, we can
find a minimum subset S, €{S;1,S72, 13> - - > Sy }> for
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FIGURE 8: Schematic of targets assignment based on the Bayesian
network.

any target task node Sy, in the network structure, which is
not independent of Sy, condition:

P(Sp [Sr15Sr2 -+ > Stmt ) = P(Stim | Su)s (18)

where S, is the parent node set of S, in graph G = (U, S, A).
In this way, the probability distribution of mission node S,
allocated to UAV u; can be determined uniquely:

Puk (STm) = H p(STm ISu) (19)
i=1

Finally, the else true targets can be assigned by the other
Co-UAVs, such as UAV member u;:

pul (STn) = H p(STn I Su)’ STn # STm' (20)
i=1

4. Experiments

4.1. The Experimental Platform of UAVs. The experiments
have been conducted on the Co-UAVs with adaptive
camera, flight controller, algorithmic solver, and data
transmitter. Figure 9 shows a single UAV platform, which
perceives outside environment from its onboard adaptive
resolution camera embedded on the 3-DOF pan-tilt
platform, inside real-time flight status from inner sensors
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integrated in the PIX-4 flight controller. Then, the in-
formation of outside environment and inside status are
transmitted to airborne Intel computer stick, which
functions on algorithm computing, target recognizing,
and instruction generating. Finally, the generated in-
structions are converted to motor commands via the PIX-
4 controller.

The Co-UAVSs' experimental platform is shown in
Figure 10. The mobile screen can read all data from
onboard Intel computer stick and change the algorithm
parameters. The ground station functions on obtaining
real-time information from flying UAVs, including image
features, flight status, and cooperative information. After
calculation, the ground station sends control commands to
each UAV.

4.2. Image Mosaic. Figures 11(a)-11(d) show 4 images
captured by cameras onboard by Co-UAVs, which are
transferred to clouds (ground station).

The combined image of the whole environment can be
obtained by applying the image mosaic algorithm proposed
in this paper. Define the test region is a square with length
L, = 80pixels and the threshold value of image mosaic
sim[(I},I;), L,] is 0.85. The result of WI is shown in
Figure 12.

In Figure 12, the four images are montaged together.
Also, the information of the whole environment can be
obtained through the image mosaic. Result shows the
proposed method can find similar region between images,
and montage the four images based on the common region,
indicating the superiority and feasibility of PMVSC.
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(d)

FIGURE 11: The 4 images captured by cameras onboard by Co-UAVs. (a) Image 1. (b) Image 2. (c) Image 3. (d) Image 4.

FIGURE 12: Image mosaic of four images from Co-UAVs.

4.3. Targets’ Recognition. Setting S = S, USg = {Sr1, S12, S35
Sk1>Sp2» Spat and U = {ul, u2,u3}, that is, there are three true
targets and three false targets in the targets’ area and three
UAVs are involved in the search and attack mission. Set model
parameters T' = I,y as unit matrix and d = 0.2, ¢ = 0.4, and
o = 0.15 as related constraints for feature constraints of targets.
The standard true and false targets used for training are
shown in Figure 13, and the test results of each UAV in actual
flight are shown in Figure 14. Even if the target has a large
distortion (such as dust cover, edge deformation, and random
influence of the direction of true or false identification), the
proposed method can extract feature points to calculate sim-
ilarity and classify them and recognize them accurately.

2000 2000
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FIGURE 13: Standard true and false targets for training (unit: mm).
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FIGURE 14: Accurate recognition of multiple targets.

In order to describe the target recognition process of this
algorithm, a real target (Figure 14(a)) and a false target
(Figure 14(f)) are selected to elaborate, and the pictures in
the process of processing are presented as shown in Fig-
ures 15 and 16, respectively.

The airborne computer first transforms the acquired
image into HSI color space, which can be recognized by
the machine. After eliminating the useless information, it
extracts the eigenvalues of the transformed image.

However, in the original eigenvalue space, the eigenvalues
are almost full of the whole eigenvalue space, so it is
impossible to classify the features to distinguish the target
type. Therefore, according to the algorithm constructed in
this paper, the feature space is transformed. In the
transformed feature space, the eigenvalues have obvious
distribution characteristics and can be directly classified.
Figures 15(d) and 16(d) are identified as different types of
target categories, where Figure 15(d) belongs to T target



10

A
,
e o0 o - o
e o o. e o °®
e o0 o e
™ L ™
e ° ¢ e *
e
, ® ® )
,
e . ® ® [ )
7
,
, ° °
@ ®
’ - >
d ©

FIGURE 15: The true target process.

(®)

A A
.
° ® e °*
// .
/// ® O '..
. @ o
7
) /,‘ (] ® o0
‘®@ @ © @
7
L @ @ o
‘// @ ...Q [C2NC) o o
e
7
- @ @ ® ) X
L L

(d) ()

FIGURE 16: The false target process.

Complexity



Complexity

and Figure 15(d) belongs to F target. Finally, the true and
false targets are identified in the new feature space and the
task of accurate multitarget group recognition is
completed.

4.4. Targets’ Assignment. Assuming the UAV has detected all
the true targets, it is necessary to assign the task of each UAV
so that the Co-UAVSs can cooperate to fulfill the task with the
minimum cost. For the /th member of Co-UAVs ul, the
probability of attacking the true target Sy; is

P(Sp;) = ﬁp(sﬂ |{Sr - STi})- (21)

Figure 17 is a picture of cooperative attack of multiple
UAVs over the targets. Three UAVs will attack its corre-
sponding targets, and their attack probability to respective
targets is 0.83, 0.82, and 0.86. All P(S;;) are labelled in
Figure 11, and the optimal task allocation decision among all
UAVs can be obtained by choosing the maximal probability
value. Based on the UAV experimental platform, the rele-
vant target assignment algorithms in this paper are tested.
Not limited to the derivation of theoretical simulation, this
paper applies the algorithm to practice and completely re-
produces the feasibility of the algorithm from the actual Co-
UAVS’ platform.

4.5. Experimental Results on Co-UAVs. In order to verify the
effectiveness and feasibility of the proposed mechanism,
PMVSCis tested in a real environment. In the experiment,
3 Co-UAVs were used to cluster, search, identify, and
locate the true and false targets (circular target, diameter
7 m, and target recognition area 2 m) in the target area and
then attack the target. The area is about 1000 m x 250 m, and
the flight area includes the take-off and landing area (the
rectangular area of the take-off and landing area is
100m x 50 m) and the target area (the rectangular area of
200 m x 300 m). Six targets were set in the target area. During
each attach task, three targets are randomly selected and placed
a white sign “T” in the target center to represent the true target.
Similarly, the other three targets use “F” sign to represent the
false target.

The schematic illustration of the actual experimental
environment is shown in Figure 18 (the experimental area is
the irregular area shown in the figure due to the limitation of
the actual environment), which contains hidden targets
(grey), real targets, and false targets (red).

Figure 19 shows a practical area of three Co-UAVs in the
aerial above targets’ environment. There are multiple targets
needing recognition. Each UAV can perceive outside world
from onboard camera, and the perceived information is
transferred to clouds (which is shown in Figure 18, the green
area) to merge independent and partial images to a whole
image and to distinguish the true targets. Finally, the true

11

FiGure 17: Cooperative attack of multiple UAV's over the targets.
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FiGure 18: Schematic illustration of the actual experimental
environment.

FIGURE 19: Three Co-UAV5’ flight experiment.

targets are assigned to respective UAVs to attack, which is
shown in Figures 20(a) and 20(b). In Figure 20(a), the
armed UAV (which carries a white sandbag as ammuni-
tion) gets attack command, and then flies to the assigned
target. Also, Figure 20(b) is the result after attack, from
which we can see the target is attacked precisely, indicating
the feasibility and validity of the proposed method based on
Co-UAVs.
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F1GURE 20: Three Co-UAVS flight experiment.

5. Conclusions

Aiming at the problem of attacking multitargets, this paper
proposes a strategy of multi-UAVS’ precise target recogni-
tion, attack, and task assignment based on PMVSC. Fol-
lowing are some concluding remarks.

(a) A humanoid mechanism and algorithm is built re-
ferring to humans’ vision sharing model. The pro-
posed PMVSC not only performs well in simulations
but also in experimental practices.

(b) A UAV platform is built, which consists of onboard
camera, 3-DOF pan-tilt, PIX flight controller, and
computer stick. The Co-UAVs are based on mul-
tiple UAVs and ground station. All the proposed
algorithms (including vision sharing, target rec-
ognition, and target assignment) are tested on Co-
UAVs to confirm the proposed method is practi-
cally feasible.

(c) The proposed constructive mechanism is expected to
shed new insight on our understanding of human
vision sharing, which can directly reflect in the
design of human-like algorithms.

Still, there are several issues in need of further study.

(a) The cooperation among dozens of UAVs: though the
cooperation and formation of UAVs have been
studied, the proposed method is applied in only three
UAVs; thus, how to make it general and be possible
implemented in more UAVs is an important work.

(b) Moving targets attack: in this paper, the targets are
placed on ground, which means they are static.

Compared with moving targets, static targets are
much harder to attack. Research on dynamic targets
needs further study.
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This paper proposes the event-triggered strategy (ETS) for multiple neural networks (NNs) with parameter uncertainty and time
delay. By establishing event-triggered mechanism and using matrix inequality techniques, several sufficient criteria are obtained to
ensure global robust exponential synchronization of coupling NNs. In particular, the coupling matrix need not be the Laplace
matrix in this paper. In addition, the lower bounds of sampling time intervals are also found by the established event-triggered

mechanism. Eventually, three numerical examples are offered to illustrate the obtained results.

1. Introduction

Multisystem network is a complex dynamical network,
which has received great attraction due to its many appli-
cations in various fields, such as secure communications and
biological systems. The dynamical characteristics of multi-
system networks have been paid more and more attention in
the fields of science and engineering (see [1-4]). As we know,
synchronization of a coupling system means that its all
subsystems produce common behavior under different
initial values. The coupling scheme describing the in-
teraction rules between subsystems plays an important role
in ensuring the synchronization. In particular, the syn-
chronization of multisystem networks has become a hotpot
of nonlinear scientific research because the synchronization
of multisystem networks can better describe many observed
natural phenomena and can create ordered multisystem
networks. As a kind of control, coupling is the key to ensure
the synchronization of complex dynamical networks; hence,
several coupling schemes are proposed to realize the syn-
chronization. However, most of the existing works require
that the coupling matrix is always the Laplace matrix; that is,
the row sums of the coupling matrix all are zero and the
nondiagonal elements are nonnegative, which greatly re-
strict us to design a good performance coupling controller.

In fact, we notice that there are some non-Laplacian cou-
pling in complex dynamical networks, so we can try to
achieve the synchronization of multisystem networks by
constructing non-Laplacian coupling matrix. In addition, in
recent decades, NNs have become a hot research topic
because of its rich content and wide application; therefore,
there are many results in the research of NNs, such as in
[1, 5-12]. The authors in [1] proposed a new ETS to achieve
the synchronization of multiple NNs (MNNs). The dy-
namical characteristics of nonautonomous fractional-order
delay NNs were studied in [5]. Wu and Zeng [9] derived two
anti-synchronization algorithms to realize exponential anti-
synchronization of memristive recurrent NNs. In [10], some
results were established to ensure the Lagrange stability of
NNs with memristive synapses. Wu and Zeng [11] discussed
a class of memristive NNs, and several sufficient criteria were
established for exponential stabilization by using matrix
inequality techniques. Wu et al. [12] proposed a novel and
efficacious method to study the periodic NNs, and some new
results for the periodic NNs were obtained. Therefore, it is an
interesting and far-reaching research topic to study the
synchronization of MNNs by constructing a proper non-
Laplacian coupling matrix.

Parametric uncertainty arises from a partial un-
derstanding of mathematical models, for instance, empirical
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quantities and constitutive laws (see [13-22]). The un-
certainty of parameters must be considered in actual system
because the parameters of the model in the process of in-
dustrial control are often uncertain. It is fortunate that
uncertain parameters have been considered in many models
in order to describe practical problems more accurately. In
[13], the dynamical characteristics of stochastic nonlinear
systems with parametric uncertainty were concerned.
Maharajan et al. [14] investigated the problem of enhanced
results on robust finite-time passivity for uncertain discrete-
time Markovian jumping BAM delayed NNs. The authors in
[17] provided several novel delay-dependent stability criteria
to ensure robust stability of uncertain stochastic systems.
Huang et al. [20] investigated robust state estimation of
uncertain neural networks by designing robust state estimator
and using new bounding technique. Zhu et al. [22] discussed
the stability of uncertain neutral systems, and some new
criteria were provided to guarantee the stability of the model.
Moreover, fractional-order system is a charming research
field, which describes the real world more accurately than
integer-order system. Recently, Zhang [21] studied uncertain
fractional-order system and its application. The uncertain
parameters of the above models are required to be norm-
bounded; it is a common way to deal with these uncertain
parameters by using inequality techniques. With the mature
of the technology, some problems in MNNs have been well
solved; however, it is still a great challenge to design a
feedback controller with good performance when we analyze
multisystem networks. There are many papers about the topic
of parametric uncertainty, but the issue about trusted control
in the MNNs with uncertain parameters still has a long way to
go and much further work is worth studying. In addition, time
delay is often inevitable in practical systems, which may lead
to instability of the system; in other words, time delay is the
important reason for instability of the model. Although pa-
rameter uncertainty and time delay bring difficulties to the
theoretical analysis of dynamical characteristics of system, in
practical application, the analysis of model is often un-
reasonable without considering uncertain parameter and time
delay. Hence, theoretical knowledge and practical experience
urge us to study the dynamics problems of MNNs with
parameter uncertainty and time delay.

Event-triggered mechanism is a very important sampling
mechanism, that is, the emergence of certain events rely on
the state of the system and this is also the difference between
event-triggered feedback control and the traditional sam-
pling mechanism. Because continuous-time control requires
the continuous information, it is expensive and unrealistic in
the real world. Unlike continuous-time control, event-trig-
gered mechanism is a discontinuous-time control, which only
requires the local communication data. Considering the
sampling period, the sampling data control scheme usually
adopts zero-order hold to keep the last sampling system state
and control signal which is sent to the next event. In event-
triggered mechanism, the sampling will not start and the
controller will not be updated, unless its size reaches the
specified threshold; therefore, the greatest advantage of event-
triggered mechanism is to reduce communication data.
Furthermore, event-triggered mechanism has been widely
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studied due to its effectiveness in practical systems, for ex-
ample, [23-26] and references therein. Dolk and Heemels
[23] investigated a networked control system subject to event-
triggered control and its application to packet losses. In [24], a
new decentralized event-triggered item for distributed net-
worked systems was proposed to reduce the waste of network
resources. The event-triggered rule was proposed to solve the
problem of excessive use of communication resources in [25].
The authors in [26] studied neural networks by the proposed
event-triggered rule, and the rule effectively solved a large
number of computational problems. It is not difficult to find
that event-triggered mechanism is very useful and meaningful
sampling mechanism because many practical problems can be
solved via ETS, but there are few research results on the
combination of event-triggered mechanism and MNNGs.

Based on the above discussion, the synchronization of
MNN s with parameter uncertainty and time delay is studied
and emphasized. By establishing the event-triggered
mechanism, this paper derives several sufficient criteria to
guarantee the synchronization of the systems; it shows that
these results are different from the previous ones. Fur-
thermore, the lower bounds of sampling time intervals are
also obtained; that is, if the triggering time ¢, is known, we
can predict the next triggering time t, ;. Roughly speaking,
this paper has three highlights: (1) Most existing works on
multisystem networks require that the coupling matrix is
always the Laplace matrix, in which row sums of coupling
matrix all are zero and nondiagonal elements are non-
negative. Because of the particularity of Laplacian matrix,
the design of coupling controller is greatly limited. In fact,
we have found some non-Laplacian coupling in coupled
dynamic networks. In this paper, the coupling matrix need
not be the Laplace matrix; that is to say, row sums of
coupling matrix can be nonzero constant and nondiagonal
elements are arbitrary. (2) Some criteria are proposed to
ensure the synchronization of MNNs with parameter un-
certainty and time delay by establishing event-triggered
mechanism and using matrix inequality techniques. Com-
pared with the most of the existing papers, the results ob-
tained are more simple and convenient in this paper. (3) We
can find the lower bounds of the sampling time intervals by
the established event-triggered mechanism, and then, we can
know that the Zeno behavior will not happen.

The remaining part of this paper is designed as follows.
Section 2 introduces the model of MNNs with parameter
uncertainty and time delay and some preliminary knowl-
edge. Section 3 gives several sufficient criteria to achieve the
global robust exponential synchronization, and the lower
bounds of the sampling time intervals are also found. Section
4 provides three numerical examples to demonstrate the
obtained results. In the end, Section 5 summarizes the pa-
per’s relevant conclusion.

2. Preliminaries and Problem Formulation

Throughout the paper, R" represents the n-dimensional
Euclidean space. I stands for an identity matrix with proper
dimensionality. Let C, :== C([-7,0], R") be a Banach space
that composed of all the continuous functions ¢ : [-7,0] to
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R". |||, and |-[l;,¢ stand for 2-norm and inf-norm, re-
spectively, and let us write [|-||, in terms of |-|| for the sake of
simplicity. For a matrix A = (;) i Gmax = max{laijl}, and
iy = min{ laj;l }; furthermore, AT stands for its transpositive,
and A>0, A<0, A>0, and A<0 mean that A are positive
definite, negative definite, positive semidefinite, and negative
semidefinite, respectively. diag{-} is representative of diagonal
matrix. ¢ refers to empty set. If no otherwise specified, ma-
trices are supposed to have compatible dimensions.
Consider a group of r NNs with parameter uncertainty
and time delay, and the model of kth NNs with parameter
uncertainty and time delay is given as follows:
dz(’it(t) = —(D +AD)z; (£) + (B+ AB) f (z, (1))
(1)

+(C+AC)g (2 (t = 1)) + J (£) +uy (t),

wherek € 7 = {1,2,...,r}t>0; 2, (t) = (2, (£), 242 (1), - . -,
Zin ()" € R* refers to the state vector; D = diag
{dy,d,,...,d,} is the real diagonal positive-definite matrix
standing for the neuron self-inhibitions; J(t) € R" is the
input or bias; 7>0 represents the transmission delay;
f(z®) = (f1 (21t (D) f2 (210 (D), - fr (24, (D)) and
gz (t=1)) = (9, (21s (t = 1)), g5 (i (t=1))s -+, G, (24
(t — 7)))T are the neuron activation functions; B = (brey) s
is the weight matrix and C = (¢y,,,),x, is the delay weight
matrix; AB, AC, and A D are the norm-bounded uncertainty
terms; and u; () € R" denotes the control input.

The distributed event-triggered controller is given below:

w (t) =21 Z VinZm (tms)> T € [tks’tk(sﬂ))’ ()
m=1

for k € . and s> 1, where {t;,} refers to the sampling time
sequence, A > 0 represents coupling gain, and K = (¥4,,,),xr
stands for the coupling matrix such that

Z Yim =0 € R (3)
m=1

Next, we define the following distributed event-triggered
function:

Hy, (t) = "Zk () — 2 (tks)" — Qg Z "Zk (tms) = Zx (tks)”’

me7,
(4)
and the sampling time sequence {t,,} satisfies ETS:
tr(siy = inf{t > 1, Hy >0}, (5)

for k € ¥ and s> 1, where a; >0 refers to the control pa-
rameter and ¥, €.F with ) = {m,m#k, y,, #0}.

Remark 1. Let @y, = oY e 7 |2 (t,,5) — 2 (£1,) |l be the sth
threshold on the kth neuron. It is not difficult to find that
®,,,, determines sampling time of the kth neuron, and ®,,, is
closely related to the control parameter o and subset .7 . In
particular, if ap =0 or F, = ¢, the kth neuron will have
sampling time at any t > t,,; that is to say, the Zeno behavior
does happen when «; = 0 or .7 = ¢. It should be noted that

the transmission event is triggered and the controller is
updated when the measurement error |z (t) -z, (te)ll
exceeds the threshold @,,, in the event-triggered controller;
unlike the event-triggered controller, the impulse controller
samples on the determined impulse time sequence {t,}.
Thus, we can know that the sampling time sequence {t;.}
satisfies t; ;) = inf{t > t;, Hy, >0} in the event-triggered
controller, and the sampling time sequence {t;,} is known in
the impulse controller.
Then, we can rewritte model (1) as follows:

dzﬁ t“) = —(D + AD)z.(t) + (B + AB) f (2. (1))

+(C+AQ)g(z (t—1) + T (1) (6)

r
+A Z YkmZm (tms)> te [tks’tk(s+1))'

m=1
The initial conditions of model (6) are assumed to be
2 (tg +9) = ¢ (9), (7)

where ¢, € C,,9 € [-7,0], andk =1,2,...,n.

Let z(t,t,, ¢) stands for the solution of model (6); in
order to avoid this paper being too long, we assume that
there exists a unique solution of system (6).

System (6) is called to be globally robustly exponentially
synchronized, namely, each subsystem in (6) can achieve
global robust exponential synchronization if there are
constants M >1 and />0 satisfying

|‘Pi - ‘Pj”eih(tito)’ (8)

||z (©) = 2,,, ()] <M max

for any t >0 and k,m € .7, where h stands for convergence
rate.

For the sake of discussion, we give two basic
assumptions.

Assumption 1
AD = MR, (t)N,,

AB = M,R, (t)N,, 9)
AC = M;R; ()N,

where M; and N; (i = 1,2,3) are constant matrices with
proper dimensionality and R;(t) are the unknown matrix
with RT (H)R; () <1 (i =1,2,3).

Assumption 2. For any u,v € R and k € .7, the activation
functions f (u) and g, (u) are all continuous in R and satisfy

frew) = fr(v)
0<%Spk;
(10)

0<gk(”)_gk(v)

<
v >

where p, >0 and g, >0 represent Lipschitz constants. Let
P = diag{p, p3, ..., p} and Q = diag{qi, g3, . . .. 4}



Remark 2. Assumption 1 guarantees the boundedness of AB,
AC, and AD. Assumption 2 ensures the speciality of the
activation functions f (1) and g (u). The Lipschitz constants
Pr >0 and g; >0 are dependent on the activation functions
fi(u) and g; (1) rather than fixed. Lipschitz continuity is a
smoother condition than uniform continuity; intuitively,
Lipschitz continuity restricts the speed of function change.
Furthermore, the slope of the function satisfying Lipschitz
condition must be less than a real number called Lipschitz
constant. In differential equation theory, Lipschitz condition is
a core condition in the existence and uniqueness theorem of
solutions under initial conditions.

Next, two important lemmas are introduced as follows.

Lemma 1 (see [19]). Let F, G, and S(t) be real matrices and
n>0 is a constant; if ST (t)S(t) <1, then

1
F's" ()G" + GS(t)F < EFTF +1GG". (11)

Lemma 2 (see [18]). Let F, G, P, and Q(t) be real matrices; if
P>0 and QT (1)Q(t) < I, then

(1) For scalar £>0 and vectors z; and z, of proper
dimensionality

1
221 F'Q(t)Gz, < EleFTle + &1 GGz, (12)

(2) For matrix P >0 of suitable dimensions:

2z1Tz2 < lePflz1 + zzTPzz. (13)

3. Main Results

Let &, (t) = 2, (t) — z,,, (t) be the synchronization error and
Y () = z, (t) — 2z, (t,) be the measurement error for
t € [tgotr(siy)- Then, by establishing event-triggered
mechanism and using matrix inequality techniques, we
obtain several novel conditions to achieve global robust
exponential synchronization of system (6), and the lower
bounds of sampling time interval are also found.

Theorem 1. Under ETS (5), for model (6), if Assumptions 1
and 2 hold, n>0 and &;>0 (i=1,2,...,5) are constants,
o, >0, and . # ¢ fork € 7, then infszl{tk(sﬂ) - tks} >0 for
any s=1.

Proof. From yy (t) = z; (t) — 2, (t;,), we have

dﬂgt(t) = ~(D+AD)z () + (B + AB) f (2, (1))

+(C+AC)g(z (t = 1)) +uy (t), te [tks’ tk(s+1))>
(14)

then

Complexity

dlu O] _

" 2up ()| = (D + AD)z, (t) + (B + AB) f (2, (1))

+(C+AQ)g (2 (t - 1) + 1y (1)]
= 2ul (£) (D + A D)z (1) — 2up (£) (D + A D)y (1)
+ 25 (1) (B + AB) [ f (24 (D) = f (2 (tx.))]
+ 26 (0(C + AO) [g (2 (£ = 7)) - g (21 (145))]
+ 241 ()uy () + 245 (£) (B + AB) f (21 (t))

+ 20 (1) (C + AC)g (24 (t))-
(15)
For each t € [t;,, t;(s1))> there exists a $€ [0,s] satis-
fying t — 7 € [t} t(z1)]5 according to the event-triggered
function, for any t € [ty t; (1)), there exists a 5 € [0,5]
satisfying
e (8 = D < o Z |2 (£15) = 2 (t35)| (16)

mes

s+1

According to Lemmas 1 and 2, we get

2, ()ADz (ty,) = 2p; (DM R, (DN 2 (t4,)

Eiﬂi"liMfﬂk(t) (17)
1

+ flzz (tks)N’{lek (tks)’

<

1
—2u;. (£)A Dy () < (t)(ryMlMlT + EN?NI )

(18)
Uy (1),
2p (DAB[f (2,(1) = f (21 ()]
= 21y (DMLR, ()N, [ f (2, () = f (2 (t4s))]
(19)

s%ui(t)MzMZyku) +E[f(z0)
2

—f (2 ()] NN [ f (2 () = f (2 (145))];

2 (DAC[g (2, (t - 1) - g (2x (t4))]

= 2#{ ()M3R; ()N, [g (zk (t- T)) -9 (Zk (tkg))]
1

Sgﬂz (f)MsMsTP‘k (1) +&[g(zc(t - 1) - g (2« (tkE))]T
- N3N;[g(z, (£ 1)) - g (2 (1)),

(20)
2 (DAB (24 (t:)) = 2 (DM,Ry (DN, f (24 ()
< Eiﬁ OMM (1) + &, (2 (1))
NN, f (21 (t)s
(21)
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24 (D8Cy (2 (1)) = 24 (OMR (DN, (2, (1) Combining (15)-(22), we ebtain
1
T e (OM My (5) + &g (21 (15s))
5

- N3N, g (2 (t)).
(22)

M < 2T ()Dz, (1) + Eily{ OM, M (1) + £ 27 (1L )NTN 2, (t.) — 267 (8)Da (8) + T ()| g, M7 + %wa1 WL (1)
+ 2 (OB[f (2 (1) = f (2 (8))] + %yi (OM My (1) + & f (2 0) = f (2 ()] NN, [f (2 (0) = £ (= (1))
+ 2 (C[g (2 (£ = 1)) = g (2 (84))] + %#Z (OM;Mip (8) + &g (21 (t = 1)) - 9 (2 (1)) N3N
- [9(zi (¢ = 1)) = g (=i (81)] + 2 (O (1) + 25 (B (21 (84)) + 2 (C (2 (1)) + }4#{ ()M, My (1)
+ 6" (2 (t))NINLf (2 (1)) + glsuf (OM; - My (D) + &5g" (21 (1)) NS N3 g (21 (1)

1 1 1 1 1
< [UD1 + g [M M| =200+ MM+ INTNG 11+ - |MaME] 101+ - [MaME + 08I + Mo
1 2 3 4

+lCl+ } ;a3 + 1] lesc O + 1D+ EINTN ]z () + [11+ &N NI (2 (9) = £ (i (DI
+ IS+ EINTNS| ]9 (2 (= 1) = g e ()] + 1B+ EJNT NS JIF i )+ [ICH+ ENTNS |9 (i (1)
+ a0
< [—||D||+2||B||+2||C||+<£11+;1>”M1M1T||+]17||N1TN1||+< >||M2 T||+<+>||M M|
+ IBIIPI + &N N JIPH+ 1] (0] + [ICHIQN + &N NSIQN] - i (2 = D)[* + [1D1 + & |NTN ]z i)

+ 1B+ ENT NI f (e (D) + IO+ ENTNG| g (2 ()| + i O

(23)
1 T 1 T
Thus, A = ~|ID| +21IBIl + 2| Cl| +(E_ + 11>||M1M1 |+ . INTN|
1
d”ﬂk(t)“2 2
— < Al O + O (24) .
' (e ol (e
& & &
where
’ +IBIIPI + &|NTN, |IP] + 1.
o = ficnal +s3||N§N3||||Q||]<ak 3 fem () - 2 (1 ”) NN | .
+ 101+ & INTN |l () [ MM |+ 181+ NI Since py (1) = 0, according to (24), we have
Q S < Q S k(s+1) ks
N Gt + [ICh+ EINTNS| ]9 i ()] "#k Fegorn " + s k ; o (ki) 27)
r 2
A Yimzn (ts)] > From ETS (5), we get
m=1
(25) eA(tk(sH)_tks) >1+ A(akZméfkuzm (tmE) —Zk (tkE)“)z) (28)

O

S

and A >0 such that



then

2

A ) — _
tk(s+1)_tk5211n 1+ (8L erlom (tns) =2 () . (29)
A Q

S

hence, we can know infszl{tk(m) - tks} >0 when 7 #¢.
The proof is finished.

Remark 3. By Theorem 1, we can know o >0 and J # ¢
implying that the Zeno behavior does not happen for sam-
pling time sequence {t;,}. In addition, if &, >0 and 7} # ¢,
there is no Zeno behavior for model (6) under ETS (5).

Theorem 2. Let condition (5), Assumption 1, and As-
sumption 2 hold; there is | € .7 satisfying o). >0 and I # ¢
(k € Z\{1}). Then, model (6) is globally robustly exponen-
tially synchronized under ETS (5) if there exist r — 1 constants
(>0 (k€ A\{l}) and a constant v> 0 satisfying

YK, + K[¥
—L - yal<o, (30)
2
and there is 0 <« <1/(r + 1. — 1) and three constants

n>0, & >0, and &, >0 satisfying

’V _ (xmax (r - 1) (r + rmax B l)cmaxylmax)
(max (1 = Omax (7' t Tmax ~ 1))(min

1
+|IBIl +IICll +IBIIPI + n|[M, M || + p INTN,|

~2d; - 2/1(

1 1
+ MM | + S INTNIPI + & [ M5
6 7

+ICllQl + &[NS N; Il <o,

(31)
where  dy, = min g {dih, K= Vkn = Yimdkmerap
Y= diag{(ll,(lz, . ’(l,_l}’ {I,,1,,...,1,_,} denotes for rear-
rangement of JI\{} with L <ly<-o <1y,

Vimax = MAXg e A1V = Yiml}> 7 stands for the number
of elements in F, and r, = max, . {ri}.

Proof. By Theorem 1, for any ke F\{l}, t;, — 00 as
s — 00, then, there exists a s > 1 satisfying t € [t;,, 5 (s41)):

dey (t) _dz, () dz(2)
dt  dt dt
= —(D+ AD)(z; (t) — z;(t)) + (B+ AB) [ f (2, (1))

- f(z ()] +(C+AC)[g (2 (t - 1))

= 9(z(t = )] +w (t) -y (1),
(32)
where
- O =1 Y G~ Vi) o lte) - 210),
e (33)

Complexity

since
u (1) = Aoz (1) + A Z Vien (Zm (bs) — 21 (1)),
mzlrmsél (34)
u () = doz; (1) + A Z Vim (2 (Es) — 21 ().
m=1,m#l
Let Wi (t) = el (Dey(DandW () = Y W, (1),
then ke \{I}
de (1) dskl (1)
a = 0 dt
~2¢5, () (D + AD)ej, () + 2¢5, (£) (B + AB)
(35)

S (2 () = f(2,(1)] + 264 (£) (C + AC)

9zt =1) - g(z - 1)]

+ 26 () (g () — 1 (1)),

By Lemma 2, we have

2 (DAB[f (2, (1) - £ (z,(1))]

fikl (OM,M e (1) + & [ f (2 () — f (2 ()] NIN
6

f (@ @) - fF(a M)
(36)

24 (DAC[g (2 (t = 1) - g (2, (t - 7))]

< 5% OM;M e (1) + £ [g (= (t 7)) -
7

'NsTN3[g(Zk(t—T))—g(Zz(t—T))].

9(zt-0)]"

(37)

Substituting (36) and (37) into (35), we get

dw (t)
dt

[ 2y MM LN+ 18
1

+IBIPI -+ - MM + & NN IPI -+
6

+ gi ||M3M§||]W(t> +[ICHIQI + & N3 NS [l w (¢ - 7)
7

+ 260, () (e (8) = 1y (1)),
(38)

According to (2) and (5), we obtain
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e (1) (up (1) =1, (D) = 6y (DA Y (Veom = Vi)

m=1,m#l

: (zm (tms) —Z (t))

= le (DA Z (ykm - ylm)
m=1,m#l
: (Sml (t) U (t))

r

=A Z (ykm - ylm)“'{l (t)sml (t)

m=1,m#+l

T

- /\gljc"l (t) Z (ykm - ylm)num (t)

m=1,m#+l
(39)
From ETS (5), one has
“.“k (t)” < Ok Z ”Zm (tms) — 2k (tks)"
mesg
<o Y |l (8) =ty () + £ (£) = 5 (1))
mesg
= E T E ol T P o T
meJ mesg
+ 73 |en (0]
< U [Panax [ O + (r = D, ()]
+(r = D&y (O] + Fmax]le D)1,
(40)
then
2 <G Y fen @], kes, 1)
meJg me.sg
where
Gl — X max (T' + Tmax — 1) (42)

1= @ (T + T — 1)

By (41), we have

z Ck Viom = Yim)&1a (D (1)

kmeA\{l}

< Cmaxyl max Z "skl (t)” ”["m (t)”

kmeA\{l}

< Glzmaxyl max Z ||£kl (t)" ||£ml (t) “ (43)
k,me F\{I}

< GlCmaxylmax (1’ - 1) Z l|€kl (t)nz
kme Z\{l}

< Gl (1’ - I)Cmaxylmax W(t)

Cmin

According to (18), one gets
1
z e Yom = Vi)t (D2 (8) = Z 5 mCx + YeCom

kme 7\{1} k,me. F\{I}
T
= YimCie = VG kg (1) (1)

< -y z €Zl(t)5kz(t)

keA\{I}

(44)
Combining (39), (43), and (44), we obtain

D G () (e (1) -y (1))

kme I\{l}
(45)

v Gl (1’ B 1)Zmaxylmax

<A| - +—— eI

[ (max (min

From the definition of W (t), one has

v _ Gl (T - 1)(maxylmax>
Cmax Cmin

]W(t).

dw (t)
dt

<-2d.; - zA(
Lyor
+IBIl +IICll +IBIIP] + y| M, M| WHNl N

1
tE MM || + E6|ING N JIPI ++ | MM W (2)
6

|
&
+[IChQl + & NI NS I W (¢ - 7).

(46)

By (31), there is a constant & >0 such that

2h - dein - ZA((L — Gl (1’ _ ?Cmaxylmax>

1
+BI +ICll +IBIIPI + g M, M] || + = [NTNY|
1 (47)

1
+£—6||M2Mf|| + &[NS NI+ [ M |

£l
&
+(1+)(IChQl+ & INTNS il <o.

Let V (t) = e2"t-%)W (¢), then



20
dr

v _ Gl (1" B l)cmaxylmax)
(max Cmin

1
+ Bl + ICIl + IBINPI + 5| M, M] | + p INTN

< [2}1 Y — 2A<

M+ S ININURI + ||]v<t>
6 7

+ [ ICHIQI + & NI NsIQI]V (£ - 1)

v _ Gl (r- 1)Cmaxylmax
Cmin

1
+ Bl + ICIl + IBINP] + || M, M| + p INTN|

<[2h-2d,, - zA(

(max

& L MLME |+ EINTN I + o MM
& &

+(1+ ) (lChQl + £7||N§N3|i||Q||)]V(t) <0,

(48)
when V (t + 9) <V (¢t) for any 9 € [-7,0].
Let
V()= sup V(t+9),
9¢[-1,0] (49)
W (t) = sup W(t+9),
9e[-1,0]
then, we have
dv (t)
<0, Vtxtg; (50)
dt = v 02
hence,
W s Y a0, 6
me7\{l}
which implies
ool E=lal 0,

for all k € F\{l}, where & (t) = (szl(t),s};l(t) ..... slT (1)
and o

[eu @] = sup [en+9)|,
9e[-1,0]

E®] = sup e+ 9]
9¢e[-1,0]

Then, for any k,m € .# and t > ¢, we obtain

i 00 < e 0]+ e 0] <2225 1)),
(54)

Thus, model (6) is globally robustly exponentially syn-
chronized with convergence rate h. The proof is finished. [

Complexity

Theorem 3. Let condition (5), Assumption 1, and As-
sumption 2 hold; there is | € .7 satisfying o, >0 and J # ¢
(k € Z\{I}). Moreover, if there exist r — 1 constants ;. >0

satisfying

1 r
B = ~[yrx = yul = o Z Con Viom = Yim| >0, (55)

K m=1,m#k,

and there is 0 < &, <1/(2r..) and three constants n> 0,

& >0, and &, >0 satisfying

max

20 1 ( "Kl"
ad (g~ B maCmacKilhine) gy 4
min (ﬁmm (1 — Z(Xmaxrmax)Cmm

1 1
+IBIPY -+ MM+ 2 NN |+ - [Ma0,
6

+ E|NGNL[I1PI + + | MM | + [ICHlQ

4|
3
+ &N NIl <o,
(56)

then model (6) is globally robustly exponentially synchronized
under ETS (5).

Proof. Let W (t) :maxkej\{l}{(l/(k)llekl(t)IIZ}, and fixing
k € 7\{l} satisfying

W) = (illskl o[ (57)
k

then

dw @) 2
TR lew (0]

dflew (0]
dt

rdey (1)
dt

2
=7 lew (®)[|sign (e (£))
k
1
<[ 2t T T
1 T
+ 1B+ IBIPL + & |05 |
6

1 _
+ EIN NP+ 1CT + - [ | W o)
7

+[ICHIQl + & N3N [IlQIW (¢t - 7)

+ (ik llew: (8)||sign (ex )" (e (B) =, (1)),
(58)

where
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Uy (t) -y (t) = Z (ykm - ylm)(zm (tms) —Z (t))

meI\{l}
(59)

Then, one gets

sign (eg (5))" (g (£) — 1 (£)) = Asign (g, ()"

Z (ykm - ylm) (Eml (t) ~Hm (t))

meA\{l)
<AV — ylk)llekl (t)"

A Y Vi Yimllewm @)
me (LK

+A Z lykm - ylm|||ﬂm (t)”
}

me\{l
(60)
By Theorem 1, we obtain
It (Dl inax < Gl ()] (61)
where G = (200 max) (1 = 200t max)> N8 () lmax =

maxye gy {lpx (DN}, and lle; ()l nax = Max,e 7 {ller (D1}
By (60) and (61), we have
1

. llexs (1) sign (ex ®)" (ue (£) - 1, (1))

r

1 _
<A J’kk‘)’lka(— Z Conl Viom = Vi [W (£)
k me7\{Lk}

(62)

r

1
7 lea® D [ = Yl )l
k meI\{}

< - ABW (1) +AG, 7{ma’2||K1”i“fW(t);

min

thus, one has

dw (t) ~
2d... =2 -
dt < |: dmm A(/jmm Gl

Cmaxllellmf>
(min

1
+ M, My | + p INTNY|| +1BI +IBIIPI
1
+p MM+ &N P +ict (Y
6
1 _
+E—||M3M§|| W (t)
7

+[IcliQl+ &|NF NS JIQIW (¢ - 7).

From (56), we can know that there is a >0 such that

9
2‘(xmaxrma)((max ”K”inf
2h - dein - ZA(ﬁmin - (1 - 2O‘Cmaxrmax)cmin)
1
+ 1Bl + ICI + IBIIPY + n| M, M| + = [NTN, |
n 64)
1 1
+ MM + &N, NS IPH + - [ M5 M5 |
& &
+ (1+)(IChQl + NN |1l <o.
Similar to Theorem 2, by (63), we get
W Scl. [&i (o) e -1, (65)
then
lew O] 1[4 7 (1) €, ke AW (66)

{min

Thus, model (6) is globally robustly exponentially syn-
chronized with convergence rate  under ETS (5). The proof
is finished. a

Remark 4. Comparing Theorem 2 to Theorem 3, it is not
hard to see that when r is large enough and r,,, is relatively
small, condition (30) is better than condition (55), but
condition (31) is not as good as condition (56).

Theorem 4. Let condition (4), Assumption 1, and As-
sumption 2 hold; oy > 0 and 7). # ¢. Then model (6) is globally
robustly exponentially synchronized under ETS (5) if there
exist r constants {;, >0 (k € .¥) and a constant v > 0 satisfying

YK + KTY
— +I<0, (67)

and thereis 0 < a, <1/(r+r
&> 0, and &, >0 satisfying

max) and three constants 1> 0,

(max (1 ~ ®max (f’ + rmax))cmin

1 1
R AT LIS PR R
8
T 1 T
+EINT NP+ - MM | + KTl
9

+ 59"N3TN3" lQll <o,
(68)

where dpin = min 4 {d; },

0 . K= (ykm)k,mEJ’
V¥ = diag{(}, {5, ..

i (r}’ and Ymax = man,meJ{lykml}'

Proof. A reference system is given by
dz, (1)

e —(D+ AD)z,(t) + (B+ AB) f (2, (1)) + (C + AC)

cg(zg(t=1)) + T (1) + ypzo (1), t=>tg,

(69)
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where u, = Moz (t), and there exists a s>1 satisfying

t € [tyo tr(san))-
According to (6) and (69), we have

deg (1) B dz (1) . dz, (1)
dt  — dr dt
= —(D + AD) (2, (t) - 2, ()) + (B + AB)

[f (zx () = f (20 (1))] + (C + AC)

[9(z (£ =) = g (20 (t = D)] + e (8) = 4 (0),
(70)

where

”k(t)—”o (t) =1 Z YVim (Zm (tms)_zo (t)) (71)
m=1,m#l

Let W (1) = el ()ego (1) and W (£) = Yy - (W (£), then

dw, (t) dey, (t)
dt dt

< — 2¢5, (t) (D + AD)egy (t) + 265, (1) (B + AB)
[f (2(8) = £ (20 ()] + 265, (8) (C + AC)
gz (t = 1)) = g (20 (t - 7))]
+ 26, () (g () — 1 (1)).

= 2¢, (1)

(72)
By Lemma 2, we have
265 (DAB[f (2, (8) = f (20 ()]
gie{() ()M, M2 ey (£)
&s (73)
+&[f (2 () - f (20 ()] NIN,
[f (2 () = f (20 (D))
2640 (AC[g (2, (t - 1)) = g (2 (t - 7))]
1
< f—ge,fo (MM & (£) -~
+&[g(z(t-1)) = g(zo (t - )]
-NiN;[g(z(t - 1)) - gz (t - D)].
Substituting (73) and (74) into (72), we get
i
UL [_zdmm ealpt T+ NI
+[1BIl + IBIIP] + gé M, |
8
+ &[NS NL|IPI +ICl + Ei | MM ]W(t) (75)
9
+ [IICIIIIQII + fi INTN, ||I|QII]
9

Wt = 7) + 28, (8) (e () — 1y (1)),

Complexity

Similar to Theorem 2, we obtain

Jewo (0] < gm'f‘x o (to) ™ ), (76)

for all ke. 7, where &(t) = (el,....e5)T, Ig (t,)ll =
Supgei_rqll€o (t + I, and h is a position constant such that

2h - dein - 2/\<L _ %max (T’ + rmax)r(maxymax)
(max (1 ~ ®max (7‘ + rmax)){min

1
+ 1Bl +ICIl + IBIIPI + n| M, M] || + = |NTN, |
g (77)

1
+ g MM+ GININ 1P+ £ MM

£
3
+(1+ ) (ICHIQl + &|NF N IQl) <o,

Then, for any k,m € .# and t >t,, we get

i O] < e O]+ e (O <2022 ),

(78)
Thus, the proof is finished. O

Theorem 5. Let condition (4), Assumption 1, and As-
sumption 2 hold; ay. >0 and 7. #+ ¢ (k € F), and if there exist
r constants (. >0 (k € ) satisfying

1 r
Bk = —Yik A Z Con Viem| > 0, (79)
k m=1

and there is 0 < o, <1/(2r..) and three constants n> 0,
£ >0, and &, > 0 satisfying

20 05" max S max | K f)
_ zd i _ ZA Lo max’ max>max 1mn
o (ﬁmm (1 - 2amaxrmax)(min

+ 1Bl + ICll + IBIIPI + | M, M] |
(80)

1
LN T €N P

s

&
1

tE M M5 | + ICHIQI + &|| N3 NSl <o,
9

then model (6) is globally robustly exponentially synchronized
under ETS (5).

Remark 5. From Theorems 2-5, it is easy to find that they
are closely related. In Theorems 2 and 3, the coupling matrix
can be unstable. However, in Theorems 4 and 5, the coupling
matrix must be stable. Theorems 4 and 5 can be derived from
Theorems 2 and 3, respectively, when the coupling matrix is
stable, but Theorems 3 and 4 are more simpler and con-
venient than Theorems 2 and 3.
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Remark 6. Most existing works on multisystem networks
(see [2-4]) require that the coupling matrix is always the
Laplace matrix, in which row sums of coupling matrix all are
zero and nondiagonal elements are nonnegative. In this
paper, the coupling matrix need not be the Laplace matrix;
that is to say, row sums of coupling matrix can be nonzero
constant and nondiagonal elements are arbitrary. Compared
with the previous works, the advantage of this paper is that
the coupling matrix need not be the Laplace matrix, and the
criteria obtained are more simple and convenient.

Remark 7. Actually, if we consider MNNs with non-Laplace
coupling matrix and norm-unbounded uncertainty terms in
this paper, we can get Theorem 1 by changing (17)-(22) and
get Theorems 2 and 3 by changing (36) and (37). Similarly, we
also get Theorems 4 and 5 by changing (72) and (74). In
addition, if we consider time-varying delay instead of constant
delay into system (6), when the time-varying delay 7, () is
bounded, namely, there exists a constant o satisfying
0 < 74, (t) < 0, and several similar conclusions can be obtained.

4. Three Numerical Examples

We consider model (1) with n = 2, where activation function

f(2) = g(z) and f(2) = (f,(z,), f,(2,)" such that
(2w + 1] =|zm - 1])

Fule) = T w1y 6D
the weight matrices

[4 0

D= ,
-0 4]
[0.2 0.1

B= ,
0.1 0.2]
[-0.2 0.1

=1 o 02]’
- ' (82)

10
AD = sin ,
01

11
AB = cos R
11

11

AC = sin .
11

Example 1. Consider system (6) with r=4. Let 7 = 0.001,
n=0.5 & =0.5 & = 0.5, and coupling matrix

-1.19 0 04 0.8
0 -L19 02 1

K= , (83)
0 02 -L19 1
1 02 0 -119

we know that ¢ = 0.01 and K has a positive eigenvalue 0.01.
Choosing I = 1, then

11

~1.19 -0.2 0.2
K, =| 02 -159 02 | (84)
02 -04 -1.99

Let v = 1.0546, then

K, +KT
—L 1 yI<o, (85)
which implies that condition (30) holds, where
(;=1(2<i<4);let A =10 and oy = 0.012, then
_dein _ 2A<V _ amax(r B 1) (7" + P nax — 1)glmax)
1- X max (1’ + M jax — 1)
LT
+ Bl +ICIl +IBIIPI + 7| M, M7 || +=|NTN|
1 (86)

1 1
+ o MM+ EININ IR + o M
6 7

+ICIIQI + & N3 N |[1Qll = —0.8420 < 0;

hence, condition (31) holds; furthermore, we choose the
initial states z, (9) = (0.6,0.5)", z, (9) = (~1,0.8)", z;(9) =
0.7,-1)7, and z,(9) = (-1.2,0.2)" for 9 € [-0.001,0].
Figure 1 describes the evolutions of the event-triggered
controller and synchronization errors. Figure 2 depicts the
threshold and the evolutions of measurement errors. By
Theorem 2, we can know that system (6) is globally robustly
exponentially synchronized under ETS (5).

Example 2. Let 7=0.001, n=0.5, & = 0.5, &, = 0.5, and
coupling matrix

-1.06 0 0.02  0.04
0 -1.03 -0.02 0.06

K= , (87)
-0.02 0 -1.08 0.01

0.02 0 0.04 -1.06
we know that ¢ = —1 and K is a stable matrix. Let » = 1.25,

then

K+KT
RO, 0; (88)

hence, condition (67) holds, where (;=1(1<i<4);
choosing A = 10 and «; = 0.021, then

_2dmln _ ZA, ) — (xmax (r + rmax)rymax
I- Xmax (1’ + rmax)

1
+ 1Bl +ICIl +IBIIPI + M, M7 | + p INTN|

1 T T 1 T 89)
+ g MM+ GININIPY + £ MM

+ICHIQI + &|| N3 NIl
=-0.64<0,
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FIGURE 1: Time evolutions of the event-triggered controller and the synchronization errors in Example 1.
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FIGURE 2: Time evolutions of measurement errors y (t) and the thresholds @, (k = 1,2,3,4) in Example 1.
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FIGURE 3: Time evolutions of the event-triggered controller and the synchronization errors in Example 2.
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FIGURE 4: Time evolutions of measurement errors y (t) and the thresholds @ (k = 1,2, 3,4) in Example 2.
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FiGure 5: Time evolutions of the event-triggered controller and the
synchronization errors in Example 3.

thus, condition (68) holds; furthermore, we choose the initial
states 2, (9) = (0.6,0.5)", z,(9) = (-1,0.8)", z,(9) =
0.7,-1)7, and z,(9) = (-1.2,0.2)" for 9 € [-0.001,0].
Figure 3 describes the evolutions of the event-triggered
controller and synchronization errors. Figure 4 depicts the
threshold and the evolutions of measurement errors. By
Theorem 4, we can know that system (6) is globally robustly
exponentially synchronized under ETS (5).

Example 3. Let 7=0.001, n=0.5, & = 0.5, & = 0.5, and
coupling matrix

Complexity

-26 0 02 0 0 047
0 -23-03 0 0 0.6
0 -02-23 0 0 05
K= , (90)
0 -03 0 -27 0 1
0 0 01 0 -26 05

L 0.4 O 0 0 02 =26

we know that ¢ = —=2 and K is a stable matrix. Let » = 0.99,
then

1 6
Bk = — Yk 7 Z ConlViom| = 045 (91)
m=1

hence, condition (79) holds, where (;=1(1<i<6),
choosing A = 18 and «; = 0.015, then

200 . 1 K|
=2d i — 2A<ﬁmm - %x""mf)
ocmaxrmax

+BIl +ICll +IBINPI + || M, M|

1 1
+— NN | + glleMfll (92)
n 8
1
+ &[N N, |IIPI + £ MM + Il
9

+ &|INTN;[IQI = -0.2636 <0,

thus, condition (80) holds; in addition, we choose the initial
states 2, (9) = (0.6,0.5)7, z,(9) = (~1,0.8)7, 23(9) =
0.7,-1)7, z,(9) = (-1.2,0.2)", z5(9) = (-1.5,-0.8)", and
z4(0) = (-0.1,0.6)" for 9 € [-0.01,0]. Figure 5 describes the
evolutions of the event-triggered controller and synchro-
nization errors. Figure 6 depicts the threshold and the
evolutions of measurement errors. By Theorem 5, we can
know that system (6) is globally robustly exponentially
synchronized under ETS (5).

Remark 8. It can be seen that the row sums of coupling
matrices in Examples 1, 2, and 3 all are 0.01, -1, and -2,
respectively, and there are nondiagonal elements in Examples
2 and 3. Thus, our coupling matrices all are non-Laplacian.

5. Concluding Remarks

This paper has introduced a novel ETS for MNNs with pa-
rameter uncertainty and time delay. By using matrix in-
equality techniques and establishing the event-triggered
mechanism, some sufficient criteria are derived for judging
global robust exponential synchronization of the system; in
addition, the lower bounds of the sampling time intervals are
also obtained. In particular, the most existing papers on
multisystem networks require that the coupling matrix is
Laplace matrix, in which row sums of coupling matrix all are
zero and nondiagonal elements are nonnegative. However,
the coupling matrix need not be the Laplace matrix in this
paper; that is to say, row sums of coupling matrix can be
nonzero constant and nondiagonal elements are arbitrary. In
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FIGURE 6: Time evolutions of measurement errors y; (t) and the thresholds @, (k = 1,2,3,4,5,6) in Example 3.

the future, we can do the following works: (1) MNNs will be ~ MNNs with parameter uncertainty and time-varying delay
extended to fractional-order MNNs. (2) It is meaningful to ~ may be valuable research topic. (4) It is a challenge to study
study MNNs with parameter uncertainty and time delay via ~ MNNs with non-Laplace coupling matrix and norm-un-
centralized and decentralized data-sampling approaches. (3) ~ bounded uncertainty terms.
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Reachable set bounding for homogeneous nonlinear systems with delay and disturbance is studied. By the usage of a new method
for stability analysis of positive systems, an explicit necessary and sufficient condition is first derived to guarantee that all the states
of positive homogeneous time-delay systems with degree p > 1 converge asymptotically within a specific ball. Furthermore, the
main result is extended to a class of nonlinear time variant systems. A numerical example is given to demonstrate the effectiveness

of the obtained results.

1. Introduction

Recent years have witnessed a rapid development of reachable
set bounding for linear systems in [1-11], to name a few.
In most of existing references, the traditional Lyapunov-
Krasovskii function method is most commonly used. How-
ever, such a method is usually difficult to derive explicit
conditions for reachable set estimation of nonlinear systems
with delay and disturbance.

Due to the ubiquitous existence of time delay in practical
engineering and its adverse effect on stability [12-15] and
oscillation [16-19], it has attracted wide attention in recent
years. So far, less attention has been paid to reachable set
bounding for nonlinear time-delay systems. Such a problem
was discussed in [20, 21] for certain nonlinear perturbed
systems with delay, where the involved nonlinear terms
satisty a linear growth condition. Reachable set bounding for
continuous-time and discrete-time homogeneous time-delay
positive systems of degree one was studied in [22]. The decay
rates of homogeneous positive systems of any degree with
time-varying delays were given in [23]. Recently, the same
problem was considered in [24] for homogeneous positive
systems of degree p > 1, while time delay was not taken
into consideration. The problem of reachable set estimation of

switched positive systems with discrete and distributed delays
subject to bounded disturbances was investigated in [25].

Positive systems are dynamical systems whose states
remain nonnegative whenever the initial states are nonneg-
ative ([26, 27]). In view of the special structure of positive
systems, a special method was commonly used for stability
analysis of positive systems in [28-33], which is different from
the traditional Lyapunov-Krasovskii function method.

Motivated by the work in [23, 24], we study in this paper
reachable set bounding for homogeneous nonlinear time-
delay systems with bounded disturbance. By developing the
methods used in [23, 24], we first establish a necessary and
sufficient condition such that all the solutions of positive
homogeneous time-delay systems with degree p > 1 converge
asymptotically within a specific ball, which contains those
results in [23, 24] in special cases. The main result is also
applied to certain nonlinear time variant systems with delay
and disturbance.

Throughout this paper, R” is the set of n-dimensional
real vectors. Denote by x; the ith coordinate of x € R”" for
i€ (ny ={1,2...,n.Givenx, y € R", sayx > y (or
y < x)ifx; > y,x = y(ory < x)ifx; > y,i € (n).

- 1
Denote R} = {x € R" : x » 0}. Forx = (x;) € R",
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denote |x| = (Ix;]) € R and [x|,, = = maX,|x;|. Let
HB(e)={x € R"|x]lo < s} where ¢ > 0 is a constant. For
given r > 0, denote BF,([0,00],R") = {w : [0,00] —
R"|lo()ls < 7.Vt > 0}. An n x n-dimensional matrix A
is called Metzler if all its oft-diagonal entries are nonnegative.

2. Preliminaries

In this paper, nonlinear time-delay systems of the form

x@)=fx@)+g((xt-7@®))+w(®), t20

=¢(t), te[-h0],

1
x (t)

are investigated, where x(t) € R" is the state vector, f, g :
R" — R" are continuous vector functions satisfying f(0) =
g(0) = 0, 7(¢) is a time delay satisfying 0 < 7(t) < h,h > 0
is a constant, w(t) € BF,([0, c0], R") is the disturbance, and
the initial state ¢(t) : [-h,0] — R" is continuous. Note
that when 7(t) = 0, system (1) takes the form of the system
considered in [24].

The following definitions and lemma in [34] will be
required.

Definition 1. Assume that f : R" — R” is continuous
on R” and continuously differentiable on R" \ {0}. The
vector function f is called cooperative if the Jacobian matrix
(0f /0x)(x), x € R" \ {0}, is Metzler.

Definition 2. A vector function f : R" — R" is called
homogeneous of degree p > 0if f(Ax) = Af f(x), x € R",
A>0.

Definition 3. A vector function g : R" — R" is called order-
preserving on R provided that g(x) > g(y), where x, y €
R}, x > y.

Lemma 4. A cooperative vector function f satisfies f;(u) >
f;(v), where u,v € R"\ {0}, u = v, u; = v;, i € (n).

In this paper, we need the following assumptions:

(H1) f and g are continuously differentiable on R"\{0} and
homogeneous of degree p > 1;

(H2) f is cooperative and g is order-preserving on R’};

(H3) w(t) = 0fort = 0.

Following the proof given in [22], we can easily obtain the
following lemma.

Ral
>~

~

~
—r—

X; (t) (6p+KP)1/P

o + [Kl‘p+(p—1);1t]_p/(17_l)} ’

Complexity

Lemma 5. System (1) is positive under assumptions (H2) and
(H3).

3. Main Results

Theorem 6. Suppose that (H1)-(H3) are valid. Then, we have
the following equivalent statements:

(i) There is an n-dimensional vector v > 0 satisfying f(v)+
gv) <0.

(ii) The solution x(t) of system (1) satisfies

Ix Ol <+ (B+yt) &Y .

for any t > 0, any initial state ¢(t) € €([-h,0],R’), any
disturbance w(t) € BF.([0,00],R"), and any bounded delay
7(t), where o, 3, and y are appropriate nonnegative constants
dependent on r, h, and the initial state ¢, and o = 0 ifr = 0.

In addition, if condition (i) holds, «, 3, and y can be chosen
as follows:

a = 0Op,
B=(Kp) 7", 3)
y=(p-1)np'%,

where p = maX;c v,

1/p
NP
—maXc, [f; (V) + g; (V)]

4)
« {& lell, <.
= 1/
(el ) =071 Tl >,
loll, = maxicq, ei-no(lpi(Ol/v;), 7 satisfies 0 < 5 <
min,e 4, and n; satisfies the following equation:
fz (v /AN ) [ +(p- l)Kp_lnih]P/(P_l) =0,
Vi Vi (5)
ie(n).

Proof. (i)==(ii) Given the initial state ¢ € €([-h,0],R"),
from Lemma 5 we have x(f) > 0, t > 0. Based on definitions
of K and [l¢|,,, we have

x; (t)

Vi

< (0P + KPP, te[-ho0],ic(n). (6)

Set

1/p
t>0, i€ (n,

(7)
€ [-h,0], i € (n).
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Then (6) and (7) yield z;(t) < 0,t € [-h,0],i € (n). Next,
we show that z;(t) < 0 fori € (n) and ¢t > 0. If it is not true,
there is a constant t, > 0 and an index k € (1) guaranteeing
z;(t) <0fori e (n),t € [0,t,],and z;(t,) = 0. Therefore,

Z(t,) 20, (8)
%l {GP +[K'"P+ (p- l)nt]fp/(pfl)}w,
i )

telot,], ie(ny.

Xk (t*)
Vi

]—P/(p—l)}l/P. (10)

- {eP+ (K2 4 (p-1)nt,

Using Lemma 4 and the homogeneity of f, we get from (9)
and (10) that

fi(x(t.))

< fk ({GP + [KI—P + (p _ l)nt*]*p/(pfl)}l/p v>
(11)
= {GP + [Kl—P +(p-1) m*]*P/(p—l)} £

=0 f )+ [K7 + (p- 1), ]

fe ).
For the case when 7(t,) < t,, it holds that

xi (¢

(£, -7 (1))

Vi
< ‘{0*" +[K7P 4 (p-1)n(t., - T(t*))]_P/(P_U}UP’ "

ie(n).

Considering g is homogeneous and order-preserving, we
conclude

g (e - 0)) < g {67

+[K"P+ (p-1)n(t, -7 (t*))]_P/(P_U}W V)

—{or+ (K7 (p- (e - )] ) )

g () =0 g )+ [KP+ (p-1)n(t,

s (t*))]_‘o/(?_l) g (V).

Note that

(K" + (p-1)p(t, - ()] "

_ [Kl—p n (p— l)rlt*]_P/(P_l)

pl(p-1)

U(P—l)T(t*) +1 (14)

K"P+5(p-1)(t, —7(t,))

< [Kl—p + (P_ 1) rlt*]’l’/([”l)

x[1+(p-1) K" ]

We further get from (13) and (14) that

g (x (£, = 7(t.))) < 6”9, (v)

) t ]_P/(P_l)

+[KP+n(p-1 (15)

_ /(p-1)
i+ (=) R g ).

For the case when 7(t,) > t,, it holds that z;(t, — 7(t,)) < 0;
ie.,

xi(t —7(t.)) < (07 +KP)'", ien). (16)
Vi

It thus follows that

gi (x (8, = 7(1.))) < (67 + KP) gic (v) = 67 g, (v)
S [KP 4 (p o 1)t ] PO

KK 4 (p= e ] g ) <079, 0) - (19)

S [KP4 (pm 1)t ] PO

p/(p=1)

(1 (- DK g ).

Next, we can conclude from (1) and (7) that

_ fk (x (t*)) + 9k (X (t* _T(t*))) + Wy (t*)

Vi

i (t,)

—o/(p-1)) 1=D)/P
+77{9p+ [Kl_p+(p—1);7t*] pl(p 1)}

R (p ] ()

< fk (x (t*)) * 9k (x (t* - T(t*))) + Wi (t*)

hS "

_ -p/(p-1)
+77[K1p+(p_1)’1t*] .



Consequently, (11), (15), (17), and (18) imply that

O [fi M)+ g W] +7
Vk

+(p-Dne] 7 x {—f <) (19)

Vk

(1) < F[KP

n ng(V) [1 +(p- I)K‘D_lnh]p/(pil) + 71} .
k

On the other hand, the definitions of 6 and # yield that

07 [fi W) + g W] + 7 <O0Pmax [f; (v) + g;(v)] + 1
ie(n)
(20)
= O’

and

S ) + g V) [1 n (P _ 1)KP*1,7h]p/(p_l) +1<0. (21)
Vk Vk

Combining this with (19), we have 2.(t,) < 0, which
contradicts (8). Therefore, z;(t) < 0,¢ > 0,7 € (n); i.e.,

X; (t) P 1-p _ -p/(p-1) 1/p
" S{O +[K +(p l)ryt] } , o

t>0, i€ (n).

From the well-known inequality (a +b)? < a?+b? fora,b > 0
and 0 < g < 1, we further get
(t (-
% (1) <0+ [K'P+(p-1)nt] e
Vi (23)

t>0,i€(n).

It implies (2).
(ii)==(i) For the particular case when r = 0O and h = 0,
system (1) reduces to

() =f(x)+gx®), t=0. (24)

Given the initial condition x(0) > 0, each solution of system
(24) satisfies

Ix (Bl < (B+yt) E. (25)

That is, system (24) is asymptotically stable. Based on Propo-
sition 4.1in [35], there is a vector v > 0 such that f(v)+g(v) <
0. The proof is complete. O

$ih= |x; (1]

Vi

— (6 + Kp)l/P)

(Tt _ _ 1
|xzv(i )l _ {917 + [Kl—P + (P— 1)7]t] pl(p 1)} ’

Complexity

Remark 7. It can be seen from Theorem 6 that the bound of
the reachable set is determined by the bound of disturbances,
the choice of v, and the value of p. When the bound of
disturbances and the value of p are given, an appropriate
vector v can be chosen to guarantee a minimal bound of the
reachable set by solving the following nonlinear optimization
problem: min, 0 subject to f(v) + g(v) < 0, where 0 is
defined as in Theorem 6.

Remark 8. If w(t) = 0 for t > 0, then Theorem 6 reduces to
the main result given in [23]. If g(x) = 0 for x € R", then
Theorem 6 reduces to the main result given in [24].

Finally, consider the following nonlinear time-varying
system

x(t) = ftx@)+ gt (xE-7)+w(t),

t>0 (26)

x() =¢(t), tel-h0],

where x(t), 7(t), w(t), and ¢(t) are the same as in (1), and f, g:
[0,00) x R" — R are vector functions satisfying f (t,0) =
3(t,0) = 0.

Suppose that f and 7 satisfy the following assumption:

(H4) f and g are continuous on [0, co) xR", continuously
differentiable with respect to x on R"\{0}, and there are vector
functions f and g satistying (H1) and (H2), and for x; # 0,

i (t.x)signx; < f; (Jx]),
|3: (t:%)| < g; (Ix]), (27)

t>0, i€ (n).

Without the restriction on the disturbance that w(t) > 0
for t > 0, we can get the following reachable set bounding
criterion for system (26).

Theorem 9. Suppose that (H4) is valid. If there is an n-
dimensional vector v > 0 such that f(v) + g(v) < 0, the

solution of system (26) satisfies (2), where constants «, 3, and
y are defined by (3).

Proof. Set

/p
t>0, i€ (n),

(28)
t € [-h,0], i€ (n).
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FIGURE 1: The states of system (1).

Based on definitions of K and |¢||,, it holds that y;(¢) < 0,
t € [-h,0],i € (n). For the case when x;(t) # 0, ¢ > 0, notice
that

¥ (t) = D_|x; ()| = x; (t) sign x; (£)
< filx @) + g; (Ix (t = T (D) + [w; (1)), (29)
i€(n).

Here D_ denotes the left derivative. Similar to the analysis in
Theorem 6, it is not difficult to conclude that y;(t) < 0,¢ > 0,
i € (n). Consequently, (2) holds. The proof is complete. [

4. Numerical Example

Consider system (1) with

Fos)= (3 5) () - ()

0.2x3/?
X1, %,) = ;
g(x1,x,) <0-4xi/2 (30)
0.05 |sin £
t) = >
w(®) <0.04 |cos t|>

T(t)=5+sint, t=0.

It is easy to verify that assumptions (HI1)-(H2) hold. Let v =
(1,1)". Then f(v) + g(v) < 0. By a direct calculation, it yields
h=6,r=0.05«a=0.1345,and y = 0.11.

We conclude from Theorem 6 that there is a ball
9(0.1345) such that all the states of system (1) converge
asymptotically within it. Given the initial state ¢(t) = (1,1)",
t € [-6,0], noting that |¢|, = 1 and 3 = 1.0749, solution (1)
satisfies

lx ()]l <0.1345 + (1.0749 + 0.118) >, t>0.  (31)

Figure 1 presents the simulation.

5. Conclusion

This paper has been concerned with reachable set bounding
for homogeneous nonlinear time-delay systems with distur-
bance. We not only derive explicit reachable set bounding
criterion independent of delay, but also estimate the decay
rate. It will be interesting to extend our work to the case of
unbounded delays and discrete-time systems.
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Because the PMSG (permanent magnet synchronous generator)-based WECS (wind energy conversion system) has some
uncertainties, the conventional control strategy with poor robustness is sometimes difficult to meet the performance requirements
of control. In order to ensure efficient and stability of the system, this paper proposed a novel PI (proportional-integral)-type
SMC (sliding mode control) strategy for PMSG-based WECS uncertainties and presented the detailed analysis and design process.
Compared with the conventional control method, the PI-type SMC proposed in this paper not only can make the closed-loop
system globally stable, but also has a better robustness and slightly reduced the current ripple and distortion. Finally, the simulation
results verify the correctness and effectiveness of this algorithm.

1. Introduction

Environment problems such air pollution and global warm-
ing caused by fossil fuels have drawn the world’s attention to
exploration and utilization of renewable energy sources, in
recent years [1-5]. At present, wind energy is the fastest grow-
ing renewable energy source and is most prevalent in coastal
regions spanning temperate and boreal climates [6-8]. There
is great potential for wind power development in China, USA,
Denmark, and other countries, due to their high average wind
velocities [9]. Therefore, the research on wind power genera-
tion technology has a significant value nowadays. Compared
with the constant-speed constant-frequency wind turbine,
the variable-speed constant-frequency wind turbines can
obtain the maximum energy conversion due to its rotational
speed could vary with wind speed to ensure that the system
has the OTSR (optimal tip speed ratio) and maximum wind
energy utilization coefficient. The variable-speed constant-
frequency wind energy conversion system (WECS) consists
of DFIG (doubly fed induction generator)-based WECS and
PMSG (permanent magnet synchronous generator)-based
WECS. The PMSG-based WECS was selected to study in
this paper, due to the fact that PMSG has many superior
characteristics such as wider speed control range, higher

reliability, and more efficient performance compared with
DIFG [10].

In fact, the practical systems have many uncertainties.
The uncertainties of PMSG or PMSM (permanent magnet
synchronous motor) consist of the unmodeled converter
dynamics and the parameters perturbations [11-14]. A robust
control scheme for PMSM uncertainties based on an adaptive
DOB (disturbance observer) was introduced in [11]. The
results indicated that the controller obtained a good control
performance. Reference [12] proposed a robust nonlinear
predictive control strategy for PMSM uncertainties. The con-
trol system obtained a high speed tracking precision. In [13],
a PFC (predictive functional control) + ESO (extended state
observer) method was studied. After that, the effectiveness
of this new method was verified. Reference [14] proposed a
novel decoupled PI current control method for the PMSG-
based WECS. This method can successfully achieve improved
the transient performances and the nominal performance
recovery under the model uncertainty.

SMC (sliding mode control) first proposed in the early
1950s has a good robustness and powerful ability to reject the
plant uncertainties and disturbances [15, 16]. References [15,
16] summarized the development of SMC and examined key
technical research issues and future perspectives. Although
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FIGURE 1: A WECS configuration.

the SMC has been widely and extensively employed in
some industrial applications for a long term, it is still the
researching focus for scholars and worth studying in depth.
A DPC (direct power control) based on SMC for the grid-
connected WECS was presented in [17]. When the grid
voltage is unbalanced, the controller also can regulate the
instantaneous active and reactive powers directly in stator
stationary reference frame. Reference [18] enhanced the
exponential reaching law to improve the control efficiency
and performance of SMC used in PMSG-based WECS.

An adaptive second-order SMC strategy was explored
in [19]. This method can effectively deals with the pres-
ence of model uncertainties, intrinsic nonlinear behavior of
WECS, and random wind. A SMC method for mismatched
uncertainties via a nonlinear DOB was developed in [20].
Meanwhile, the I-SMC (integral sliding-model control) with
a good steady-state precision was mentioned in [20, 21].
The PI-type SMC is derived by the I-SMC and FBL (feed-
back linearization) approach and has been widely used in
renewable energy conversion systems and the electric motor
drives [21-23]. Furthermore, compared with the I-SMC, the
proportional and integral parameters of the PI-type SMC are
able to be adjusted to better meet the control performance
indexes such as the celerity and accuracy.

Based on the above background, this paper presents a
novel PI-type SMC for the PMSG-based WECS. Although
the inspiration for this paper comes from literature [20-
23], the whole designing thought and procedure of the
proposed controller are completely different from the meth-
ods in [20-23]. Furthermore, [20, 23] just only referred to
the control of PMSG without the consideration of grid-
connected control. And the study subjects in [22, 23] and
this paper are different. At the same time, the suppression
of flexible drive-train torsional vibration also has been

regarded as a control target in this paper. Then, we set
up a detailed 2 MW WECS simulation test platform based
on MATLAB/SIMULINK/SimPowerSysterms to verify the
effectiveness and correctness of the proposed method. A large
number of existing packaging modules in SimPowerSysterms
are used in the simulation test platform that is relatively close
to the real physical system. Finally, the simulation results
indicate the proposed strategy has good control performance.

2. PMSG-Based WECS Model

The simplified PMSG-based WECS mainly consists of a wind
turbine, a flexible drive-train, a PMSG, fully rated converters,
and its control level shown in Figure 1. In order to capture the
maximum wind energy, the maximum power point tracking
(MPPT) strategy is adopted to control the machine-side
converter (MSC). In the loop control level, the grid-side
converter (GSC) control is to regulate the reactive power and
keep DC-link voltage U ;. stable at 1800V. Meanwhile, in order
to suppress the torsional vibration of flexible drive-train, the

damping compensation torque TDWP was introduced.

2.1. PMSG and MSC Dynamic Model. The PMSG and MSC
mathematical model is [5, 20-27]

diy R,., Ly | 1 1
dst = _L_SISd M0l t L—Usd e
sd sd sd sd
di; R L N,y 1
q . d . P
T L I L R S A
sq sq sq sq
1
L,
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where U, and U, are the d-axis and g-axis stator armature
voltages. iy and iy, are the d-axis and q-axis components of
stator currents. L; and L, are the d-axis and g-axis stator
inductances. w is the rotor speed. n, represents magnetic
pole logarithms. R; is the stator resistance. y represents the
permanent magnet chain. And the disturbance vector &y
and ¢, represent model uncertainties including the external
disturbances and the PWM offset. £,; and ¢, were generally
assumed to be bounded by D, and D,,;.

|85d| < Dsd;
)
|£Sd| < Dsq
where D ; and D, are the boundaries of &, and &,.
The PMSG torque is given by
Ty =15n, [(Ly— L) iy + Vi) 3)

2.2. GSC Dynamic Model. The GSC dynamic model is given
by

Biga - Ry 0y g 1y L,

de L 94 g9 Ted o Ted o Tl

4 (4)
1 R 1 1 1

a LC’gq Wylgd + LCqu LCqu Lcsgq

where Uy, and Uy, are the control voltages. iy and iy,
are the components of grid-side currents. w, is the power
grid frequency. L, and R, are the filter inductance and
resistance. E ; and E,, express the d-axis and q-axis power
grid potential components (usually, E, = 0). The w, and E 4
can be gotten by the voltage phase-locked loop. ¢,4 and ¢,
are also the uncertainties and meet

'gyd' < Dy
(5)

'sgd' <Dy,

D4 and D, are the boundaries of ¢, and .

3. PI-Type Sliding Mode Controller Design

3.1. Control Objectives. If the state vector x and the reference
state vector x_,r are

ST
x =i iy igq igq) (6)
. . . . T
Xref = [lsd_ref Lsqref lgdref lgq_ref] (7)
the control objectives of WECS can be expressed as

lim e =

t—+00

lim x,,-x=0 (8)

t—+00

where e is the error vector. In the above formula, usually we
have

isd_ref =0

2Tg_ref _ 2 (Topt + TDamp)
3n,y 3n,y

lsq_ref =

K ©)
igd_ref = <KP + T) (Udc_ref - Udc)

i = —
9q-ref
E 9d

where K, and K are the PI (proportional-integral) parame-
ters. The optimal torque T, in (9) meets [1, 26-29]

npR°C
@ With K, = % (10)
opt

Topt

where R is the wind wheel radius, p is the air density, Cp . i
defined as the maximum wind energy conversion coefficient,
Agpt is the OTSR (optimal tip speed ratio), and the damping
compensation torque T'p,,,, is given by [29-38]

TDamp =KpH (s)w 11)

where K, € R and H(s) is the transfer function of bandpass
filter shown in [29-38].

3.2. Design of Proportional-Integral (PI)-Type Sliding Mode
Controller. The PI-type sliding surface S can be defined as

S= (K+ l1>e (12)
S
where
S=[S, S, S, S, (13)
K = dlag <K1,K2:K3,K4> (14)
I = dlag <Il’ Iz, I3,I4> (15)

s is Laplace variable. K; € R" and I, € R' (i=1,2,3,4).
Obviously, we also can get

Si&q < lslssd| = DS, sgn ()

stsq < '52€sq = DsqSZ sgn (SZ)
(16)
S4sgd < 'S4€gd| = ngs4 sgn (84)
Ssegq < 'Sssgq' = D,;,S5 sgn (Ss)
if the Lyapunov function is defined as
lre %
V=28's- MV, (17)
i=1



where
1.
V.= =§; 18
=38 (s)

Equations (19)-(22) can be gotten by taking the derivative of
7).

Vi =88 =8, (Kiégy + Iegy)

: S . qu .
Lsd ref + L_lsd - I n,Wig,
= S1 1 1 sd lsd
Uy +—e
Lsd sd Lsd sd
+ Ilesd
19)
; s . L .
Leg t iy — —hn,wit
<§ 1 ’ TIEf L4 51 Ly P
——Uy ++—Dysgn($,)
Lsd ) Lsd )
+ Ilesd
V, = 8,8, =S, (Kyéy, + Loey,)
: . L d .
lygref + L—st + L—Snpwzsq
s
=51k, n,wy ql 1 1
+ - 7—Ugy + &g
L, L, L
+ Izesq
(20)
: . L d . npwll/
lsq_ref + L_Slsq + L_snpwzsq + L—
<S, {K, L L sq
-—U,, + —D,,sgn (S
qu sq qu sq 8 ( 2)
+ Izesq
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Vs =885 =S5 (Kyéya + e q)

: R.. )
Ygdref ¥ T 1gd T Wglgq™
C

=S, 4K, | 1 i 1
—E + U+ —¢
L, 9 L, 9L
+ I3egd
(21)
g ref + L_Cigd ~ Wylgq—
B B W PO (S,)
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Lc gd Lc gd Lc gd g 4
+ I3egd
Vi = 5,8, =Sy (Kyéyy + Lueyy)
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=S, 1K, | 1 f 1
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+ I4egq
(22)
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Yoqref T T Tgat @glga = T Faq
<S, 1K, | . ‘
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c c
+ I4egq
Let
: R L 1
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sd
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: Rs . Lsd . npwl// 1
KZ (lsq_ref + L—Sqlsq + L—Sqnpwzsq + L—Sq - L—SqUSq
(24)
1
+——D, sgn () |+ Leg =15,
L,
: R, . . 1 1
K3 <lgd_7’ef + L—Clgd - wglgq - L—CEgd + L—CUgd
(25)
1
+ L_cng sgn (54)> + Lzegq = —y3S3
: R. . ) 1 1
Ky\igqres t T loat @glgd ~ L_qu + L_qu
c c c
(26)
1
+ L_CDW sgn (54)) +Iye,, = ~VaSs
Equation (27) can be gotten.
. 4
V<-YySi<0 (27)

i=1

where y; > 0. Therefore, the control laws are given by (28)
-(31) and the control structure diagram is shown in Figure 2.

Lsd i 1
Usd = ? ()/ISI + Ilesd) + Lsdlsd_ref + RSISd
1 (28)
— Lyn,wig, + Dygsgn (S,)

L .
Uy = —2 (128, + Legy) + Logioqrep + R
K, q q’sq-ref s's (29)

+ Logh,wigy +n,wy + Dy, sgn (S,)

L : .
Ugd = _fc (YSS3 + I3egd) - Lclgd_ref - Rclgd
3 (30)

+ Lowgigy + Egq = Dygsgn (Ss)

994

L : .
Uga = _Ec (41 + Luegg) = Lefgqrer = Reigg
4 (1)

~ Lewyigg+ Egq = Dy sgn (S,)

From (17) and (27), it is clear that the Lyapunov energy
function V is greater than or equal to 0 and the derivative
of V is less than or equal to 0. Hence, the whole system is
asymptotically stable based on Lyapunov stability theorem.

3.3. Tracking Accuracy Analysis. In order to analyze the
tracking accuracy, we need to introduce Theorem 1 here.

Theorem 1. For any dynamic system with state vector X =
[x; x5 ... xn]T and assuming L = f(X) > 0 is a Lyapunov
function of system, if L < = Y7 k;x? or L < = Y| k;|x;| where
k; € R, then lim,_, x; = 0.

5
TaBLE 1: WECS parameters.

Parameters Value
Wind turbine inertia moment J,,,, [kg-m?] 2x10*
Air density p [kg/m’] 1.225
Blade length R [m] 31
Maximum utilization coeflicient of wind energy C, ... 0.476
Rated wind speed v,,,, [m/s] 14
Rated power P, [MW] 2
Rated torque T, [kN-m] 4x10”
Rate rotor speed w,,. [rad/s] 5
Generator pole logarithm n, 102
Permanent flux ¢ [Wb] 1.25
Stator-resistance Ry [Q] 0.001
stator-reluctance L [mH] 8.35
DC-Link voltage [V] 1800
DC-Link capacitor C [F] 0.22
System resistance R, [Q] 0.001
System inductor L, [mH] 6
Power grid potential E,; [V] 380
Generator inertia moment /,, [kg-m?] 700

Proof. There are three cases.

O IfL = constant > 0,then 0 = L < - Y7 kix? <0,
and further kixf = 0. Due to k; # 0, thus x; = 0. This means
that there are not continuous and stable equilibrium points
f(X) = constant > 0 such as stable limit cycle in this system.

. @ Assuming L(0) = constant, due to L <- Z?:l k,-xl.z,
then

L(0) ~ L(+00) jm kixld > 0. (32)
0

Vx;, if lim,_,x; # O, then IOH)O kixidt —  +oo,
and furthermore L(+c0) — —o00. Obviously, this is in
contradiction with L > 0. Thus lim, __,x; = 0.

® Given L(0) — +00, according to Lyapunov stability
criterion, the system is stable. So, there must be #; meeting
L(t;) = constant. Otherwise L(+00) — +00. This is clearly
in contradiction with system stability. If we redefined ¢, as 0,
we can get lim, ,__x; = 0 by @.

When L < =Y k;|x;], we have the same conclusion in
the same way.

Based on Theorem 1, we have

lim S$=[0 0 0 0] (33)

t—+00

From (12) and (33), we can get

lim e = lim052 (Ks+I)'S=[0 0 0 0]" (34)

t—>+00

The above formula shows that the steady-state error of the
system is always O regardless of the input. Therefore, the
proposed strategy can obtain a good tracking accuracy. [
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FIGURE 2: Control structure diagram of WECS.
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4. Algorithm Analysis and Verification

In this section, a detailed simulation test platform is con-
structed to verify the correctness and effectiveness of the new
algorithm, shown in Figure 3. The simulation test platform
is based on the MATLAB/Simulink environment and the
packaged modules in SimPowerSysterms are used in this sim-
ulation test platform, including the wind turbine, PMSG, and
VSCs. Meanwhile, the two mass block spring damping model

mentioned in [21-31] is adopted to describe the dynamics of
flexible drive chain. Therefore, the simulation test platform
is relatively close to the actual physical system, due to
the adoption of many packaged modules. The controller of
WECS consists of MSC controller and GSC controller which
are mentioned in Figure 3. The system parameters are shown
in Table 1. In general, the actual wind speed is time-varying
and random; however we also believe the wind speed is
constant for a short period of time. Hence, we assume that the
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wind speed meets v =12 + 0.4 x rand(t). The DC-link currents
i, and 7, are shown in Figure 4 and the other response curves
of WECS are shown in Figure 5.

From Figure 4, we know that the DC-link currents i; and
i, are bidirectional. This means that the MSC or GSC is able to
switch between rectifier and inverter state. However, because
of the mean values of i, and i, are positive, therefore the MSC
is basically working as a rectifier and the GSC is mostly in the

state of inverter. This is in accordance with the actual accident
situation and can verify the accuracy of the model in a sense.

Figure 5 shows the response curves of wind energy
utilization coefficient Cp, DC-link voltage U, d-axis, and
q-axis components of stator current and grid current. The
disturbance component of the wind speed is the main causes
of Cp, Uy, current, and power fluctuations. Figure 5(a)
depicts the wind energy utilization coefficient C, is always
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FIGURE 5: Response curves of WECS.

in the vicinity of the maximum value Cp,,,, (or 0.4763)
under the proposed control strategy. This implies the WECS
is operating in MPPT mode to capture the maximum wind
energy under the rated wind speed. It is clear that the DC-link
voltage U, is very close to its reference Uy ¢ (or 1800V) and
the deviation does not exceed 0.8V by Figure 5(b). Figures
5(b)-5(f) show that the proposed control can reduce the
current ripple of stator currents and grid currents compared
with the conventional control, because the uncertainty of the
unmodeled dynamics is taken into account in the design of
the proposed controller. In one word, the proposed control
strategy has a better robustness than the conventional control
strategy.

The electromagnetic torque and sliding mode surfaces
curves are shown in Figures 6 and 7. It is clear that
the electromagnetic torque fluctuation under the proposed
control method is smaller, compared with the conventional
control method. Meanwhile, Figure 7 shows all steady-state
values of sliding mode surfaces are tend to zero. Thus,
the correctness of the analysis in Section 3.3 is verified by
Figure 7. Furthermore, the proposed scheme was further
verified for the suppression of current harmonics. Here, we
take the A-phase stator current of generator as an example.
The A-phase stator current waveform is shown in Figure 8.
Obviously, the proposed method also can reduce the current
distortion.
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To further verify the effectiveness of the proposed
method, the system responses under variable wind speed
must be observed and analyzed. As Figure 9(a) shows,
the wind speed varied from 10 m/s to 12.5m/s. At this
time, the system response curves under the variable wind
speed are shown in Figures 9(b)-9(h). It is clear that the
results demonstrated the correctness and effectiveness of the
proposed approach again. Figures 9(c) and 9(f) show that the
wind energy utilization coefficient Cp is always maintained at
its maximum value Cp .., (0.476) and the DC-link voltage
Uy always fluctuates around Uy s (1800V), whether the
wind speed changes. From Figure 9(d), the grid-connected
active power is always less than the electromagnetic power
due to the copper loss.

5. Conclusion

A novel PI-type SMC was proposed to ensure efficient
and stability of PMSG-based WECS, in this paper. The
presented strategy with a strong robustness for the uncer-
tainties and disturbances of the system can make the
closed-loop system globally stable and more performant,
compared with the conventional control method. Finally,
a 2MW WECS simulation test platform which is based
on the MATLAB/MATLAB/SIMULINK/SimPowerSysterms
environment was built to verify the maturity and effectiveness
of this presented control algorithm. The simulation results
indicated that the new method is able to reduce the current
distortion and torque fluctuation, which has important actual
significance for the control of practical wind turbine.
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