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Irfan Kaymaz ("), Turkey

Vahid Kayvanfar (%), Qatar
Krzysztof Kecik (%), Poland
Mohamed Khader (%), Egypt
Chaudry M. Khalique {2, South Africa
Mukhtaj Khan (), Pakistan
Shahid Khan ("), Pakistan
Nam-Il Kim, Republic of Korea
Philipp V. Kiryukhantsev-Korneev (),
Russia

P.V.V Kishore(®, India

Jan Koci(2), Czech Republic
Toannis Kostavelis (), Greece
Sotiris B. Kotsiantis (=), Greece
Frederic Kratz(), France
Vamsi Krishna (9, India

Edyta Kucharska, Poland
Krzysztof S. Kulpa (), Poland
Kamal Kumar, India

Prof. Ashwani Kumar (), India
Michal Kunicki (%, Poland
Cedrick A. K. Kwuimy (), USA
Kyandoghere Kyamakya, Austria
Ivan Kyrchei (), Ukraine
Marcio J. Lacerda(»), Brazil
Eduardo Lalla(®), The Netherlands
Giovanni Lancioni (), Italy
Jaroslaw Latalski ("), Poland
Hervé Laurent (), France
Agostino Lauria (), Italy

Aimé Lay-Ekuakille (), Italy
Nicolas J. Leconte (#), France
Kun-Chou Lee ("), Taiwan
Dimitri Lefebvre (%), France
Eric Lefevre (I°), France

Marek Lefik, Poland

Yaguo Lei (), China

Kauko Leiviska (%), Finland
Ervin Lenzi (%), Brazil
ChenFeng Li(%), China

Jian Li(), USA

Jun Li(®, China

Yueyang Li(2), China

Zhao Li(»), China

Zhen Li(, China

En-Qiang Lin, USA

Jian Lin (%), China

Qibin Lin, China

Yao-Jin Lin, China

Zhiyun Lin (%), China

Bin Liu(®), China

Bo Liu(), China

Heng Liu (), China

Jianxu Liu (), Thailand

Lei Liu@®), China

Sixin Liu (), China

Wanquan Liu(#), China

Yu Liu(®), China

Yuanchang Liu (), United Kingdom
Bonifacio Llamazares (2, Spain
Alessandro Lo Schiavo (1), Italy
Jean Jacques Loiseau (), France
Francesco Lolli(1»), Italy

Paolo Lonetti (), Italy

Antoénio M. Lopes (), Portugal
Sebastian Lopez, Spain

Luis M. Lépez-Ochoa (%), Spain
Vassilios C. Loukopoulos, Greece
Gabriele Maria Lozito (1), Italy
Zhiguo Luo (), China

Gabriel Luque (), Spain
Valentin Lychagin, Norway
YUE MEI, China

Junwei Ma (>, China

Xuanlong Ma (), China
Antonio Madeo (1), Italy
Alessandro Magnani (), Belgium
Toqeer Mahmood (i), Pakistan
Fazal M. Mahomed (1), South Africa
Arunava Majumder (), India
Sarfraz Nawaz Malik, Pakistan
Paolo Manfredi (), Italy

Adnan Magsood (%), Pakistan
Muazzam Magqsood, Pakistan
Giuseppe Carlo Marano (), Italy
Damijan Markovic, France
Filipe J. Marques (), Portugal
Luca Martinelli(®), Italy

Denizar Cruz Martins, Brazil
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Francisco J. Martos (), Spain

Elio Masciari (), Italy

Paolo Massioni ("), France
Alessandro Mauro (1), Italy
Jonathan Mayo-Maldonado (), Mexico
Pier Luigi Mazzeo (1), Italy

Laura Mazzola, Italy

Driss Mehdi("), France

Zahid Mehmood (), Pakistan
Roderick Melnik (%), Canada
Xiangyu Meng (), USA

Jose Merodio (%), Spain

Alessio Merola (), Italy

Mahmoud Mesbah (), Iran
Luciano Mescia (), Italy

Laurent Mevel (), France
Constantine Michailides (), Cyprus
Mariusz Michta (), Poland

Prankul Middha, Norway

Aki Mikkola (%), Finland

Giovanni Minafo (1), Italy
Edmondo Minisci (), United Kingdom
Hiroyuki Mino (i), Japan

Dimitrios Mitsotakis (*), New Zealand
Ardashir Mohammadzadeh (), Iran
Francisco ]. Montdns (|2}, Spain
Francesco Montefusco (1), Italy
Gisele Mophou (%), France

Rafael Morales (%), Spain

Marco Morandini (), Italy

Javier Moreno-Valenzuela (2, Mexico
Simone Morganti (), Italy

Caroline Mota (), Brazil

Aziz Moukrim (i), France

Shen Mouquan (%), China

Dimitris Mourtzis(*), Greece
Emiliano Mucchi (), Italy

Taseer Muhammad, Saudi Arabia
Ghulam Muhiuddin, Saudi Arabia
Amitava Mukherjee (), India

Josefa Mula (%), Spain

Jose ]. Mufioz(2), Spain

Giuseppe Muscolino, Italy

Marco Mussetta (), Italy

Hariharan Muthusamy, India
Alessandro Naddeo (1), Italy

Raj Nandkeolyar, India

Keivan Navaie (), United Kingdom
Soumya Nayak, India

Adrian Neagu (), USA

Erivelton Geraldo Nepomuceno (), Brazil
AMA Neves, Portugal

Ha Quang Thinh Ngo (), Vietnam
Nhon Nguyen-Thanh, Singapore
Papakostas Nikolaos (), Ireland
Jelena Nikolic (%), Serbia

Tatsushi Nishi, Japan

Shanzhou Niu (), China

Ben T. Nohara (5, Japan
Mohammed Nouari (), France
Mustapha Nourelfath, Canada
Kazem Nouri(#), Iran

Ciro Nufez-Gutiérrez (1), Mexico
Wlodzimierz Ogryczak, Poland
Roger Ohayon, France

Krzysztof Okarma (1), Poland
Mitsuhiro Okayasu, Japan

Murat Olgun (), Turkey

Diego Oliva, Mexico

Alberto Olivares (), Spain

Enrique Onieva(:), Spain

Calogero Orlando (%), Italy

Susana Ortega-Cisneros(2), Mexico
Sergio Ortobelli, Italy

Naohisa Otsuka (%), Japan

Sid Ahmed Ould Ahmed Mahmoud (),
Saudi Arabia

Taoreed Owolabi (%), Nigeria
EUGENIA PETROPOULOU (5), Greece
Arturo Pagano, Italy
Madhumangal Pal, India

Pasquale Palumbo (1), Italy

Dragan Pamucar, Serbia

Weifeng Pan (%), China

Chandan Pandey, India

Rui Pang, United Kingdom

Jurgen Pannek (©), Germany

Elena Panteley, France

Achille Paolone, Italy
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George A. Papakostas(2), Greece
Xosé M. Pardo (), Spain

You-Jin Park, Taiwan

Manuel Pastor, Spain

Pubudu N. Pathirana (i), Australia
Surajit Kumar Paul (%), India

Luis Paya (), Spain

Igor Pazanin (2), Croatia

Libor Pekaf (), Czech Republic
Francesco Pellicano (1), Italy
Marecello Pellicciari (), Italy

Jian Peng (), China

Mingshu Peng, China

Xiang Peng (), China

Xindong Peng, China

Yuexing Peng, China

Marzio Pennisi(?), Italy

Maria Patrizia Pera (), Italy
Matjaz Perc(]), Slovenia

A. M. Bastos Pereira (1), Portugal
Wesley Peres, Brazil

F. Javier Pérez-Pinal (©), Mexico
Michele Perrella, Italy

Francesco Pesavento (1), Italy
Francesco Petrini (), Italy

Hoang Vu Phan, Republic of Korea
Lukasz Pieczonka (), Poland
Dario Piga (), Switzerland

Marco Pizzarelli (), Italy

Javier Plaza (), Spain

Goutam Pohit (), India

Dragan Poljak (i), Croatia

Jorge Pomares (), Spain

Hiram Ponce (2}, Mexico
Sébastien Poncet (), Canada
Volodymyr Ponomaryov (), Mexico
Jean-Christophe Ponsart (), France
Mauro Pontani (), Italy
Sivakumar Poruran, India
Francesc Pozo (2}, Spain

Aditya Rio Prabowo (©2), Indonesia
Anchasa Pramuanjaroenkij (), Thailand
Leonardo Primavera (), Italy

B Rajanarayan Prusty, India

Krzysztof Puszynski (%), Poland
Chuan Qin (), China

Dongdong Qin, China

Jianlong Qiu (), China

Giuseppe Quaranta (), Italy

DR. RITU RAJ (), India

Vitomir Racic(), Italy

Carlo Rainieri (), Italy
Kumbakonam Ramamani Rajagopal, USA
Ali Ramazani(), USA

Angel Manuel Ramos (%), Spain
Higinio Ramos (2}, Spain
Muhammad Afzal Rana (%), Pakistan
Muhammad Rashid, Saudi Arabia
Manoj Rastogi, India

Alessandro Rasulo (9, Italy

S.S. Ravindran (), USA
Abdolrahman Razani (), Iran
Alessandro Reali (), Italy

Jose A. Reinoso(2), Spain

Oscar Reinoso (2}, Spain

Haijun Ren (), China

Carlo Renno (19, Italy

Fabrizio Renno (1), Italy

Shahram Rezapour (), Iran
Ricardo Riaza ([, Spain

Francesco Riganti-Fulginei (), Italy
Gerasimos Rigatos (), Greece
Francesco Ripamonti (), Italy
Jorge Rivera(ls), Mexico

Eugenio Roanes-Lozano (2}, Spain
Ana Maria A. C. Rocha((?), Portugal
Luigi Rodino (9, Italy

Francisco Rodriguez (), Spain
Rosana Rodriguez Lopez, Spain
Francisco Rossomando (1)), Argentina
Jose de Jesus Rubio (i), Mexico
Weiguo Rui(), China

Rubén Ruiz (), Spain

Ivan D. Rukhlenko (1), Australia
Dr. Eswaramoorthi S. (%), India
Weichao SHI(%), United Kingdom
Chaman Lal Sabharwal (), USA
Andrés Séez (), Spain
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Bekir Sahin, Turkey
Laxminarayan Sahoo (), India
John S. Sakellariou (%), Greece
Michael Sakellariou (), Greece
Salvatore Salamone, USA

Jose Vicente Salcedo (), Spain
Alejandro Salcido (), Mexico
Alejandro Salcido, Mexico
Nunzio Salerno (i), Italy

Rohit Salgotra (), India
Miguel A. Salido (), Spain
Sinan Salih (), Iraq
Alessandro Salvini (), Italy
Abdus Samad (), India

Sovan Samanta, India
Nikolaos Samaras (), Greece
Ramon Sancibrian (%), Spain
Giuseppe Sanfilippo (1), Italy
Omar-Jacobo Santos, Mexico

] Santos-Reyes (), Mexico
José A. Sanz-Herrera(), Spain
Musavarah Sarwar, Pakistan
Shahzad Sarwar, Saudi Arabia
Marcelo A. Savi(), Brazil
Andrey V. Savkin, Australia
Tadeusz Sawik (), Poland
Roberta Sburlati, Italy
Gustavo Scaglia (2), Argentina
Thomas Schuster (), Germany
Hamid M. Sedighi (", Iran
Mijanur Rahaman Seikh, India
Tapan Senapati(), China
Lotfi Senhadji(®), France
Junwon Seo, USA

Michele Serpilli, Italy

Silvestar Sesni¢ (), Croatia
Gerardo Severino, Italy

Ruben Sevilla (%), United Kingdom

Stefano Sfarra(), Italy

Dr. Ismail Shah (%), Pakistan
Leonid Shaikhet (), Israel

Vimal Shanmuganathan (), India
Prayas Sharma, India

Bo Shen (), Germany

Hang Shen, China

Xin Pu Shen, China

Dimitri O. Shepelsky, Ukraine
Jian Shi(#, China

Amin Shokrollahi, Australia
Suzanne M. Shontz (), USA
Babak Shotorban (), USA
Zhan Shu(?), Canada

Angelo Sifaleras (), Greece
Nuno Simdes (2, Portugal
Mehakpreet Singh (1), Ireland
Piyush Pratap Singh (®), India
Rajiv Singh, India

Seralathan Sivamani(), India
S. Sivasankaran (i), Malaysia
Christos H. Skiadas, Greece
Konstantina Skouri (%), Greece
Neale R. Smith (%), Mexico
Bogdan Smolka, Poland
Delfim Soares Jr.(), Brazil
Alba Sofi(1»), Italy

Francesco Soldovieri (), Italy
Raffaele Solimene (1), Italy
Yang Song(5), Norway

Jussi Sopanen (%), Finland
Marco Spadini (), Italy

Paolo Spagnolo (), Italy
Ruben Specogna (), Italy
Vasilios Spitas(2), Greece
Ivanka Stamova (), USA
Rafal Stanistawski (), Poland
Miladin Stefanovié¢ (), Serbia
Salvatore Strano (1), Italy
Yakov Strelniker, Israel
Kangkang Sun (), China
Qiugin Sun(?), China
Shuaishuai Sun, Australia
Yanchao Sun (), China
Zong-Yao Sun(), China
Kumarasamy Suresh (%), India
Sergey A. Suslov (2, Australia
D.L. Suthar, Ethiopia

D.L. Suthar (%), Ethiopia
Andrzej Swierniak, Poland
Andras Szekrenyes (), Hungary
Kumar K. Tamma, USA
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Green technology innovation is essential to promoting not only the construction of ecological civilization but also the fun-
damental means of achieving sustainable development. Taking research and development (R&D) investment, CO, emissions, and
other related factors into account, this study constructed an extended logarithmic mean Divisia index (LMDI) decomposition
model for the change in the number of green technology patent applications to quantify the contribution of each driving factor
based on green patent applications data in China from 2000 to 2017. The results indicated that economic scale, R&D efficiency,
R&D reaction, and green patent share play positive roles in promoting green patent applications in China, among which R&D
efficiency is the most significant contributor. By contrast, carbon intensity plays a dampening role. The conclusions of this study
could provide a theoretical foundation for China to formulate targeted green technology innovation management policies,

promotion measures, and related R&D strategies.

1. Introduction

Climate change and CO, emissions mitigation have drawn
global attention in recent years. Human beings have made
considerable efforts to mitigate the impact of climate change
and environmental degradation [1-3]. Documents such as
the United Nations Framework Agreement on Climate
Change, Kyoto Protocol, and Paris Protocol have emphasized
the importance of CO, emissions reduction in the fight
against climate change. Technological innovation is key to
driving energy saving and CO, emission reduction, and this
idea has gained a wide societal consensus [4-6]. The theme
of World Intellectual Property Day 2020 was Innovate for a
Green Future, which stressed on innovation being crucial to
creating a greener tomorrow. Climate change has far-
reaching effects for everyone, and innovation in green
technology sectors will be vital to address this global chal-
lenge successfully [7, 8].

Growth in energy markets slowed in line with weaker
economic growth in 2019. China was the exception, with its
energy consumption accelerating in 2019. China was by far

the biggest driver of energy, accounting for more than three-
quarters of net global growth in 2019 [9]. The nation was still
the country with the world’s highest CO, emissions, how-
ever, accounting for 28.8%. As the largest CO, emitter, the
nation has more and more challenges in CO, emission
reduction and sustainable development. As a result, China
plays a crucial role in tackling climate change. China has
made an ambitious aim to have CO, emissions peak before
2030 and achieve carbon neutrality before 2060.

Figure 1 shows the trend of China’s annual gross do-
mestic product (GDP) growth rate and CO, emissions from
2000 to 2019. China’s GDP growth rate increased annually
until 2007; however, it dramatically slowed in 2008 because
of the worldwide financial crisis. After 2008, the nation’s
GDP growth rate gradually decreased. The bars illustrate
CO, emissions from 2000 to 2019 in China. Notably, CO,
emissions have continued to grow despite the reduced
economic growth rate since 2008. As China is facing re-
straints on its resources and the environment, how to bal-
ance the relationship between environmental protection and
economic development is especially important [5, 10-12].
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F1GURE 1: Trends of GDP growth rate and CO, emissions in China in 2000-2019. Data source: China Statistical Yearbook (2020) and BP

Statistical Review of World Energy (2020).

Green technology innovation helps balance the relationship
between environmental protection and economic develop-
ment; however, it is also key to building a sustainable society,
which is becoming more important around the globe, es-
pecially in China [7, 13-15].

In fact, it was a weak sustainable development model
until the 12th Five-Year-Plan period in China was released,
which, for the first time, focused on the concept of strong
sustainability. Green growth was popular afterwards in-
cluding the advocacy of green innovation [16]. China has
introduced the new development concepts for the 13th Five-
Year Plan, which has placed “innovative” and “green” de-
velopment in an important position. The focus of innovative
development is to address the issue of growth drivers,
whereas the focus of green development is to address the
issue of harmony between humankind and nature. China has
transformed its economy from a high-speed growth stage to
a high-quality development stage, and the organic combi-
nation of innovation-driven and green development is a
critical way to achieve high-quality development. As a
crucial method in promoting the construction of ecological
civilization and green development, green technology in-
novation has both technology spillovers and environmental
externalities in China. Under the principles of innovative
and green development, exploring the driving factors of
green technology innovation is of marked significance to
promote the development of green technology and the
formulation of related policies.

The purpose of this paper is to explore the determinants
of green patent applications in China from 2000 to 2017
through the logarithmic mean Divisia index (LMDI) analysis
framework. Our study not only examines the influencing
factors of green patent applications in China but also
evaluates the effects of CO, emissions and the efficiency of
R&D expenditure.

The remainder of this paper is arranged as follows.
Section 2 reviews the relevant and informative literature.

Section 3 explains the LMDI decomposition method and
data source. Section 4 covers the empirical results from the
decomposition analysis of green technology patent appli-
cations in China. Finally, Section 5 comes to conclusions and
proposes policy implications.

2. Literature Review

Braun first proposed the concept of green technology [17].
With the increasingly severe problems of global climate
change and environmental degradation, more scholars have
begun to pay attention to green technology innovation.
These studies have focused on the definition and mode of
green technology innovation and its motivation, efficiency,
and influencing factors. The research scope of these studies
has involved the country level, industrial level, or firm level
[4, 18-23]. In terms of factors affecting green technology
innovation, numerous scholars have studied the impact of
environmental regulations on green technology innovation
and drawn valuable conclusions [24, 25]. Most conclusions
are consistent with the Porter hypothesis viewpoint [26],
which suggests that the environmental regulation has a
positive role in promoting green technology innovation
[27-30]. Some scholars’ conclusions, however, are incon-
sistent with the Porter hypothesis [31, 32]. Their studies
found that (1) environmental regulations will have an in-
hibitory effect on enterprises’ competitiveness, and (2) such
regulations will have only a tenuous promotional effect on
green technology innovation. In addition to the influence of
environmental regulation factors, some scholars consider
the impact of alternative factors—economic development
level, R&D investment, CO, emissions, and government
subsidies—on green technology innovation [3, 33-37].
However, the relationship between CO, emissions and R&D
investment in green technologies has rarely been discussed.

The measurement of green technology innovation in-
cludes three primary indicators: the amount of R&D,
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number of green patents, and green total-factor produc-
tivity; these represent the input, output, and performance of
green technology innovation, respectively. Since Lanjouw
and Mody [29] first introduced patent data into the study of
green technology innovation, research in this field has
reached constructive results [33, 38-40]. To explore the
effect of green technologies, patent data has been used
[41-44]. However, because of incomplete green patent
statistics, studies on technological innovation based on
China’s green patents are still limited [3, 18, 33, 44, 45]. Fujii
used patent data combined with the LMDI method to study
the determinants of green technology inventions in China
from the 9th Five-Year Plan to the 12th Five-Year Plan and
focused on analyzing the differences in green technology
development priorities during each five-year plan [44]. Chen
and Lin made a decomposition analysis of patenting in
renewable energy technologies from an extended LMDI
approach based on three Chinese five-year-plan periods
[46].

From the perspective of research methods, decompo-
sition analysis has been widely utilized to quantify the
variations in energy consumption and CO2 emissions. There
are primarily two categories of the decomposition approach:
structure decomposition analysis (SDA) and index de-
composition analysis (IDA). SDA is widely used in revealing
the role of structure change [47]. IDA can be implemented
using either the Laspeyres index or the Divisia index. Ang
proposed the logarithmic mean Divisia index (LMDI)
method [47]. In contrast, the LMDI method does not
produce unexplained residual terms, handles zero values,
and is easy to conduct for comparative studies [49]. Because
of its merits, the LMDI method is widely applied in energy
and environmental science to address issues such as climate
change and energy security [10, 48, 50-52]. In general, the
LMDI method is rarely used to decompose green patent
counts. Based on patent data, researchers have applied the
extended LMDI method to study green chemical [43], bi-
ological [35], food waste management [53], fishery [54], and
artificial intelligence technologies [21]. Cho and Sohn not
only used LMDI decomposition to evaluate the impact of
changes in CO, emissions on green R&D investment and
related patents but also compared the primary factors
driving green patent applications in France, Germany, Italy,
and the United Kingdom [42]. Fujii and Managi applied the
LMDI method to study China’s sustainable green technol-
ogy; the study considered the decomposed factors, including
the priority of specific green technology, share of green
patents, R&D share, and GDP scale [44].

Although countless efforts have been made to explore the
factors influencing green technology innovation, this study
highlights a few gaps in the literature. First, the majority of
previous studies have focused on environmental regulations;
however, little attention has been paid to the CO, emissions
and R&D activities factors. Second, most of the previous
literature has centered on the presentation of econometric
results but has rarely applied the patent decomposition
method. Most importantly, much of the previous research
has investigated green technologies in developed countries
but rarely discussed them in developing countries.

To fill in the previously mentioned gaps, this paper
identifies the central drivers behind China’s green tech-
nology innovation and focuses on CO, emissions and R&D
activities based on an extended LMDI decomposition
analysis. Moreover, this paper evaluates China’s underlying
policies and implemented measures and discusses the role of
R&D activities in green technology innovation.

Our study’s contributions are as follows. First, we extend
the LMDI by introducing CO, emissions and R&D activities
into green technology patent decomposition study. Second,
we discuss the decomposition results through two ways:
time-series decomposition analysis and period-wise
decomposition analysis, which may provide a lot of new
information for policy makers. In this regard, this study can
provide insights for formulating different policies.

3. Methodology and Data

The LMDI method can be used for either multiplicative or
additive decompositions [47]. Although the two decom-
position forms’ results are different, the same conclusions
can be drawn in regard to analyzing influencing factors. In
this study, we used the additive LMDI method because it is
easy to examine the number of green patent application
changes influenced by each factor.

Through expanding the Kaya identity [55] and high-
lighting the influence of carbon emissions and R&D ac-
tivities on green technology innovation, this paper builds an
additive LMDI decomposition model to decompose the
influencing determinants of green technology innovation
output change in China. We use this method to study the
driving factors of green technology innovation because it can
wholly decompose the changes in green technology inno-
vation into five factors—economic scale, carbon emission
intensity, R&D response, R&D efficiency, and green patent
shares—and can effectively avoid problems, such as endo-
geneity, which may arise when using regression analysis.

3.1. Model Construction. As opposed to previous studies,
this paper takes carbon emission intensity, R&D response,
and R&D efficiency as essential factors of the extended
LMDI decomposition framework. There are no definite
study conclusions about the time lag between environmental
changes and R&D investment changes. To achieve the goals
of the Kyoto Protocol or Paris Protocol, countries often
determine the amount of R&D investment in the current
year based on the previous year’s CO, emission level. Some
studies consider a one-year time lag between R&D invest-
ment and CO, emissions [42]. Besides considering the
impact of GDP on R&D investment, this study includes the
one-year time lag of GDP and CO, emissions in the de-
composition model as driving factors of green technology
innovation.

In related studies, the indicators for measuring green
technology innovation output included chiefly new product
sales revenue and green patent quantity; however, new
product sales revenue is more suitable for the enterprise
level, and the impact of factors such as marketing strategies



on sales revenue cannot be excluded. Therefore, this study
uses the number of green patent applications as a mea-
surement of green technology innovation. Patents are also
closely related to R&D activities. Some studies have shown
that a time lag of approximately one to two years exists
between R&D investment and patent applications [55-57],
while other studies have found that a strong correlation lies
between patent applications and R&D investments with a
very little lag. In particular, a study by Brunnermeier and
Cohen has shown there is no time difference between R&D
investment and environmental patent applications [48];
therefore, this study does not consider the time lag between
them.

We applied a patent decomposition analysis approach to
identify the driving factors associated with green patent
applications. Based on the existing literature [37, 46] and
combined with the actual situation of green development in
China, we used five indicators to decompose green patents.
The detailed process of the patent decomposition method is
expressed as follows:

COZ(t—l) R&D P TOTAL
Pireene = GDP(_yy % GDP X co - R&D ‘
(t-1) 2(t-1) t
P
% GREENt,
Proraws

(1)

where Pgrgen is the number of green patent applications;
GDP denotes the gross domestic product; CO, is carbon
emissions; R&D is a research and development investment;
Prorar is the total number of patent applications.
Subsequently, (1) is further simplified as follows:

PereeN, = Gy X L1y X Ry X E; XSy, (2)

where G is the gross domestic product, which indicates the
economic scale; I is the intensity of carbon emissions, which
indicates CO, emissions per unit of GDP; R is the R&D
reaction, which shows the response of R&D expenditures
with the changes in CO, emissions; E is R&D efficiency,
which indicates the green patent output per unit of R&D
input; S is defined as the total number of green patent
applications divided by the total number of patent appli-
cations, which yields the share of green patent applications.
This indicator shows the direction of technological inno-
vation. The higher the proportion, the more apparent the
green tendency of technological innovation. Equation (2)
explains that the number of green patent applications is
affected by economic scale, CO, emission intensity, R&D
reaction, R&D efficiency, and green patent share.
According to the LMDI additive decomposition, the
changes in the number of green patent applications from the
base year B to a target year T can be represented as follows:

B

T
APgpepy = PGREEN h PGREEN = Apgdp + AP + APy, (3)
+ AP + APy,

Equation (3) denotes that the change in the number of
green patent applications can be decomposed into economic
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scale effect (APgdp), carbon emission intensity effect (AP;,,),
R&D reaction eftect (AP,.,), R&D efficiency effect (AP ),
and green patent share effect (APg,), which, respectively,
indicate the contribution value of each factor to the change
of green patent applications. If the decomposition effect is a
positive value, then, it will have a favorable driving impact
on the green technology innovation output. If it is a negative
value, then, it exerts a negative impact on green technology
innovation output.

The LMDI decomposition method includes an additive
version and a multiplicative version that produces similar
results. In this paper, we applied the additive decomposition
method for decomposing changes in the number of green
patent applications. The calculation process is shown as

follows:
GT— 1 )
APy, = w;In| —— |,
gdp ( GP T

AP

int — %i

T
AP,., = w; ln(R—), (4)

where w; is the estimated weight, which is the conventional
processing method of the additive LMDI approach, and this
weight is defined as
T B
— Pereen ~ Pereen (5)
T B
In Pereen —In Porepn

i

Following the decomposition approach, we also apply
contribution rate analysis to further study the changing
impact of drivers of the green patent over time. The con-
tribution rate of each driving force is calculated by the
following equations:

AP
& 100%,

CR d =
8w A GREEN
CR,, = APy x 100%,
" APGREEN
AP
CR 4 x 100%, (6)

rea =
APgpreen

AP x 100%,

CR =
AP GREEN

APy x 100%.

CRy, =—
" APgrepx
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3.2. Data. To apply the previously mentioned additive form
of the LMDI method, we collected the necessary data related
to GDP, CO, emissions, R&D expenditure, and patent data.
Patent data usually include two types: patent applications
and patent grants. Patent application data can reflect in-
ventors’ R&D activities and R&D strategies, and patent grant
data represent the number of qualifying patent applications
that are primarily used to examine the diffusion of tech-
nologies. Because patent grants are often granted long after
the submission of the patent application, patent grant data
can easily cause information distortion and are subject to
human factors, such as differences between patent agencies
in various countries, which causes uncertainty. Therefore, we
use patent application data as the measurement of green
technology innovation. Green patent application data come
from the China National Intellectual Property Adminis-
tration (CNIPA) patent search and analysis system.
According to the international patent classification number
corresponding to the World Intellectual Property Organi-
zation’s (WIPO) list of green technologies, China’s green
patent invention and green utility model patents are counted
to obtain the data on green patent applications from 2000 to
2017. China’s R&D investment data and the total number of
patent applications are taken from the China Statistical
Yearbook on Science and Technology (2001-2018). To
correspond to the green patent statistics, total patent data
include the number of patent applications for green patent
invention and green utility model patents. The R&D in-
vestment data include R&D expenditures of R&D institu-
tions, universities, and large- and medium-sized industrial
enterprises. The CO, emission data were compiled using the
BP Statistical Review of World Energy (2001-2018), and the
GDP data come from the China Statistical Yearbook
(2001-2018). R&D expenditures and GDP were deflated
based on the 2000 price to eliminate the influence of price
fluctuations and make the yearly indicators comparable.

As previously mentioned, to reflect the time lag, how-
ever, the GDP and CO, emissions values used were from
1999 to 2016. The data used, including the R&D expenditure
and related patent application data, referred to the interval
from 2000 to 2017.

4. Results and Discussion

4.1. Trends of Green Patent Applications in China.
Figure 2 shows the number and share of green patent ap-
plications in China from 2000 to 2017. During this period,
the number of green patent applications in China increased
by 52.16 times. It has maintained an especially rapid growth
since 2010. Economic growth has gradually slowed in China
after the 2008 financial crisis, but the number of green patent
applications maintains a relatively fast-growing trend. Al-
though the proportion of green patents to total patent ap-
plications is not high, it has increased from 4.87% in 2000 to
8.31% in 2017, indicating clear growth potential.

4.2. LMDI Analysis. In general, there are two types of de-
composition analysis mode: the period-wise manner and the

time-series manner. The period-wise manner compares
indices between the first and last years of a given period
without considering the details during different periods.
Time-series analysis can compare the indices on an annual
basis. To better analyze the influencing factors of green
technology innovations, we employed the period-wise and
time-series forms to study the driving factors that can
change the number of green patent applications in China.

4.2.1. Period-Wise Decomposition Analysis. We analyzed the
five determinants of green patent applications from 2000 to
2017. Following the five-year plan in China, we subdivided
the study period into four intervals of five years and one
period of one year, 2016-2017. The determinants of green
patent applications and their relative contribution value and
contribution rate are presented in Table 1 and Figure 3.

As shown in Table 1, the number of green patent ap-
plications in China dramatically increased by 238,473 from
2000 to 2017, especially in 2011-2015 (12th Five-Year Plan)
and 2016-2017. Overall, economic activity, R&D reaction,
R&D efficiency, and green patent share played promoting
roles in the increased number of green patent applications
from 2000 to 2017. Among the positive effects, the R&D
efficiency factor is the dominant factor, and economic ac-
tivity is the second most important factor affecting green
patent applications. By contrast, carbon emission intensity
played a negative role in the increased number of green
patent applications.

Differences exist in various intervals. We applied the
contribution rate to investigate each factor’s contribution
degree. As shown in Figure 3, the contribution rate fluc-
tuated during the study period of 2000-2017. During
2000-2005, the contribution rate of the R&D reaction effect
was negative, indicating an inhibiting effect on the increased
number of green patent applications in comparison with
other positive drivers. By contrast, the carbon emission
intensity effect was positive in this period. Nevertheless,
from 2006 to 2017, the carbon emission intensity effect
played a negative role, and the R&D reaction effect played a
promoting role in the increased number of green patent
applications. Besides the 2016-2017 period, the green patent
share had a significant contribution to the change in green
patent applications, accounting for 61.44%.

4.2.2. Time-Series Decomposition Analysis. Compared with
the period-wise decomposition, using the time-series mode
to decompose the change factors of green technology patent
applications year by year can provide more detailed infor-
mation. Table 2 shows the time-series decomposition results
of the changes in the number of green patent applications in
2000-2017.

The results show that all influencing factors contributed
differently to the change in green patent applications in
various years and grew involved in largely disparate influ-
ence with respect to time series. Based on the results in
Table 2, further analysis of the change in influence factors
based on China’s actual situation was conducted as follows.
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FIGURE 2: Trends of green technology patent application in China in 2000-2017. Data source: China and Global Patent Examination Inquiry
from the CNIPA.

TaBLE 1: Period-wise decomposition results of green patent applications in China in 2000-2017.

Effect 5-year intervals Full period
ec

2000-2005 2006-2010 2011-2015 2016-2017 2000-2017
APgqp 3320.52 11955.35 31372.04 14054.50 91669.06
AP; 320.23 —5516.17 —18759.84 —15373.43 -30566.62
AP, —-121.15 4998.94 16346.27 15779.27 29674.96
AP.g 3300.80 13544.22 45270.81 5080.47 115686.95
APy, 205.59 6419.66 14046.73 31136.19 32008.65
APcrern 7026 31402 88276 50677 238473

80

Contribution rate (%)

—40 . . . . . .
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| APim L] APsu'
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FIGURE 3: The contribution rate of each factor in the changes in the number of green patent applications in China during different periods.
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TABLE 2: Year-by-year decomposition analysis results of green patent applications in China in 2000-2017.
YVear Economic activity COHZI t:?;ists;on R&D reaction R&D efficiency Green patent share  Total

APgdp CRgdp (%) APint CRint (%) APrea CRrea (%) APeE CReE (%) APstr CRstr (%) AGreen
2000-2001 391.4 85.1 -293.4 -63.8 284.5 61.9 351.4 76.4 -274.0 -59.6 460
2001-2002 458.6 30.5 -187.4 -12.5 229.8 15.3 582.5 38.7 420.6 28.0 1504
2002-2003  630.2 43.5 -0.7 0.1 60.1 4.2 909.4 62.8 —-151.1 -10.4 1448
2003-2004  797.1 103.4 581.2 75.4 -573.6 -74.4 -180.7 -23.4 146.9 19.1 771
2004-2005  972.8 34.2 674.9 23.7 -556.3 -19.6 1604.7 56.4 146.9 52 2843
2005-2006  1414.1 45.3 335.0 10.7 -183.1 =59 1029.3 32.9 529.7 17.0 3125
2006-2007  1982.0 51.4 —480.2 -12.5 699.3 18.1 539.0 14.0 1117.8 29.0 3858
2007-2008  2876.2 44.4 -1124.5 -17.3 253.7 3.9 2942.4 45.4 1536.2 23.7 6484
2008-2009  2748.5 28.1 —2187.2 -22.4 2105.9 21.5 4785.9 48.9 2329.9 23.8 9783
2009-2010  3613.7 32.0 —-1852.2 -16.4 2291.0 20.3 6555.8 58.1 668.7 59 11277
2010-2011  5438.6 32.9 -2532.3 -15.3 1992.7 12.0 14176.3 85.6 -2517.3 -15.2 16558
2011-2012  6541.9 33.2 -832.2 —4.2 —228.8 -1.2 11941.1 60.6 2274.1 11.6 19696
2012-2013  6801.9 46.7 —4935.6 -33.9 4852.7 33.4 13410.4 92.2 -5578.3 -38.3 14551
2013-2014  7835.2 51.7 -5016.6 -33.1 4531.6 29.9 —2728.9 -18.0 10523.8 69.5 15145
2014-2015  9198.6 23.7 -9396.5 —24.2 8908.9 22.9 21062.4 54.2 9110.7 23.4 38884
2015-2016  11398.3 27.5 -12310.2 -29.7 11990.3 29.0 31135.7 75.2 —-805.1 -1.9 41409
2016-2017  14054.5 27.7 —15373.4 -30.3 15779.3 31.1 5080.5 10.0 31136.2 61.4 50677
(1) Economic Scale Effect. Innovation and economic devel- 120
opment complement each other. Innovation is an important 100
driving force for economic growth. An increase in the level 80
of economic development can provide a better environment 60

s . . 40

and better conditions for technology innovation. Green S 2

technology innovation needs economic support. Generally
speaking, the higher the level of economic development, the
greater the amount of R&D investment, and the more the
innovation output. China became the third-largest economy
in the world in 2007 and the second largest in 2011, but
growth has recently slowed. The decomposition results show
that the economic scale has a significant positive role in
promoting green technology innovation output, with an
average contribution rate of 32.35%. As shown by the orange
line in Figure 4, significant differences lie in the level of
economic scale effect. In 2004-2005, the contribution rate of
economic scale effect on green patent applications sharply
decreased, which may be a byproduct of the 2003 SARS
outbreak. Due to the impact of the 2008 financial crisis,
China’s economic development has slowed; this has since
reduced the impact of economic development on the
number of China’s green technology patent applications.

(2) Carbon Emission Intensity Effect. Looking at Table 2,
carbon emission intensity has a negative impact on green
patent applications, except in the periods of 2003-2004,
2004-2005, and 2005-2006 (demonstrated by the blue line in
Figure 4). In particular, the carbon emission intensity effect
accounted for a reduction of approximately 33.9% in patent
applications in 2012-2013. To date, China has become the
country with the largest carbon emissions rate in the world.
China must control its CO, emissions and reduce its carbon
emissions intensity to achieve its low-carbon development
goal.

(3) R&#D Reaction Effect. R&D reaction refers to the response
of R&D activities to changes in CO, emissions. With the
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FiGUre 4: The trend of contribution rate of economic scale and
carbon emissions intensity factors to China’s green patent appli-
cations increase from 2000 to 2017.

promulgation and implementation of China’s environ-
mental regulation measures, CO, emissions control has
become an important measure. To achieve energy conser-
vation and emission reduction targets, investment funds for
R&D continue to increase, thereby promoting green tech-
nology innovation output. Since the 12th Five-Year Plan
(2011-2015) espcially—with the country’s attention turned
towards climate change, environmental issues, and deter-
mination of CO, emission targets—green technology in-
novation has been significantly affected. According to the
decomposition results in Table 2, the R&D reaction effect is
generally positive, except in the periods of 2003-2004, 2004-
2005, 2005-2006, and 2011-2012.

(4) Re&D Efficiency Effect. The decomposition results show
that the R&D efficiency effect is the dominant driving force
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FiGure 5: The trend of contribution rate of R&D activities factors to
China’s green technology innovation output from 2000 to 2017.

for the change in green patent applications, with a high
contribution rate of 47.47%. Table 2 presents that the in-
crease in R&D efficiency from 2000 to 2001 on green patents
was only 351.4 and that the contribution value from 2015 to
2016 was as high as 31,135.7, indicating that China has
continuously improved its R&D efficiency in the past ten
years. The contribution rate of R&D efficiency to the change
in green patents from 2003 to 2004 is negative; both in-
novation activities and innovation efficiency were affected,
where the 2003 SARS outbreak might also have had an
influence. The downwind pressure on China’s economic
development may have caused the negative effect of R&D
efficiency in 2013-2014. Although the effect of R&D effi-
ciency fluctuated during the study period, it showed an
overall upward trend, indicating that the efficiency of green
technology innovation in China was consistently improving.
R&D investment was more effectively used, which also
benefits from a series of technological innovation incentive
policies that China implemented.

Notably, R&D effects (i.e., R&D reaction effect and R&D
efficiency effect) played a dominant role in the increased
number of green patent applications. Figure 5 demonstrates
that the two effects’ contribution rate shows approximately
the same trend. Therefore, increasing investment in R&D
activities and improving R&D efficiency are of substantial
significance to improving the output of green technology
innovation in China.

(5) Green Patent Share Effect. The green patent share effect
also plays a positive role in promoting green technology
innovation. Although the effects of green patents fluctuated
during the study period (and even showed negative values
in specific years), the overall trend was upward. The
maximum value was 10523.8 in 2013-2014, and the min-
imum value was 146.9 in 2004-2005. This indicates that the
proportion of green technology innovation output was
increasing with the rising market demand for green
technology products and the growing importance of green
technology innovation.
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5. Conclusions and Implications

5.1. Conclusions. This study has examined the main influ-
encing factors contributing to green patent applications in
China from 2000 to 2017. We developed the extended LMDI
method to decompose and analyze the contributions of the
main influencing factors, which include economic scale,
carbon emission intensity, R&D reaction, R&D efficiency,
and green patent share factors. The main conclusions are as
follows.

First, taking the number of green patent applications as
an indicator for green innovation output and based on the
statistical data from 2000 to 2017, the number of green
patent applications in China showed an upward
trend—especially after 2010, maintaining rapid growth.

Second, the results of the LMDI additive decomposition
based on the period-wise manner indicate that all of the
factors, except the carbon emission intensity effect, are
positive factors on the growth of China’s green patent ap-
plications. Of these positive factors, the R&D efficiency effect
and economic scale effect contribute the most to the growth
of China’s green technology patents. Among the positive and
negative effects, R&D efficiency and carbon emission in-
tensity effect are the most prominent, which indirectly re-
flects modern climate change and environmental
deterioration; that is, improving R&D efficiency and re-
ducing carbon emissions are important measures to pro-
mote China’s green technology innovation.

Third, the year-by-year decomposition analysis results
show that all influencing factors contributed differently to
the change in green patent applications in various years and
grew involved in largely disparate influence with respect to
time series. In most years, carbon emission intensity has a
negative impact on green patent applications. Notably, the
contribution rate of R&D reaction effect and R&D efficiency
effect shows approximately the same trend, and the two
effects played a dominant role in the increased number of
green patent application.

5.2. Policy Implications. From the previously mentioned
findings, we can better understand the trend of China’s
green technology innovation and clarify the importance of
carbon emissions, R&D efficiency, economic development,
and other factors for green technology innovation. We can
then formulate targeted management policies, governance
measures, and R&D strategies. Based on these conclusions,
we propose the following policy recommendations.

First, China must accelerate the construction of a
market-oriented green technology innovation system and
promote the development of green technology innovation
activities. With increasingly prominent domestic environ-
mental problems and the ongoing pressure of international
climate negotiations (e.g., Kyoto Protocol and Paris Agree-
ment), international green competition is likely to change
the current national comparative advantage. To solve
practical problems, undertake international obligations, and
enhance international competitiveness, China must accel-
erate the construction of a market-oriented green
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technology innovation promotion system. In May 2019, the
National Development and Reform Commission and the
Ministry of Science and Technology jointly issued the
Guiding Opinions on the Construction of Market-Oriented
Green Technology Innovation System. This was the first
instance in which China published opinions on how to
construct a system for green technology innovation, and the
system is of considerable value. The system suggested the
government formulate a series of policies to guide, stimulate,
and guarantee (1) green technology innovation, such as fi-
nancial measures as well as science and technology policies
and the popularization and application of achievements; (2)
policies to encourage green production and the green
transformation and upgrading of industries; and (3) green
financial policies and green import and export policies to
stimulate innovation subjects’ enthusiasm and to improve
the quality of green innovation.

Second, China should increase investment in green
technology R&D to improve R&D efficiency. This study
demonstrates that R&D factors, especially R&D efficiency,
are important factors affecting the output of green tech-
nology innovation. Although China’s R&D investment has
been increasing in recent years due to its large-scale market,
the investment is too scattered, and most enterprises’ R&D
expenditure is relatively low. Therefore, the government
should increase R&D investment related to the environment
and designate relevant incentive mechanisms so that en-
terprises can actively become the source of R&D funds and
the main body of implementation.

Third, China needs to improve environmental regulatory
policies and accelerate innovation in environmental regu-
latory tools. As opposed to previous studies, which mainly
considered the impact of environmental regulation on green
technology innovation, this study included carbon emissions
in the decomposition framework of innovation output in the
green technology department. The study found the intensity
of carbon emissions inhibited the output of green tech-
nology innovation. Therefore, China still must strengthen
environmental regulation, reduce carbon emission intensity,
and balance environmental protection and economic de-
velopment. Enterprises should be encouraged to carry out
green technology innovation by further improving envi-
ronmental regulation policies, innovating environmental
regulation tools, and using diversified environmental reg-
ulation methods. At the same time, China should pay at-
tention to strengthening the cooperation between
environmental regulation policy tools and relevant policies
(such as finance and innovation policies).

Finally, China must strengthen the protection of intel-
lectual property rights. The primary objectives are to take the
strictest measures to protect intellectual property rights,
reduce the risk of infringement on enterprises’ R&D in-
vestment, maintain and protect the achievements and
benefits of enterprise green technology innovation, and fully
mobilize enterprise enthusiasm for green technology
innovation.

We believe the novel decomposition analysis applied in
this study is useful for understanding changes in green
patent application activities in China. Additionally, a

comparison of carbon intensity effect, R&D reaction effect,
and R&D intensity effect are helpful for understanding the
influencing factors of green technology innovation. A lim-
itation of this study is the difficulty of clarifying the effects of
policies and subsidies on green technology innovation ac-
tivities. Therefore, further research is needed to develop a
research framework to consider the previously mentioned
factors. In addition, the green patent includes numerous
types of green technologies; thus, further studies are needed
to consider various green patent classifications.
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Dynamic electric vehicle routing problem (DEVRP) is an extension of the electric vehicle routing problem (EVRP) into dynamic
logistical transportation system such that the demand of customer may change over time. The routing decision of DEVRP must
concern with the driving range limitation of electric vehicle (EV) in a dynamic environment since both load degree and battery
capacity are variable according to the time-varying demands. This paper proposes an adaptive memetic algorithm, where a special
encoding strategy, an adaptive local search operator, and an economical random immigrant scheme are employed in the
framework of evolutionary algorithm, to solve DEVRP efficiently. Numeric experiments are carried out upon a series of test
instances that are constructed from a stationary VRP benchmark. The computational results show that the proposed algorithm is
more effective in finding high-quality solution than several peer algorithms as well as significant in improving the capacity of the

routing plan of EVs in dynamic transportation environment.

1. Introduction

In recent years, electric vehicles (EVs) have begun to widely
apply into the logistical transportation systems due to their
advantages of energy consumption and low pollution [1].
For example, there are about 2000 EVs, accounting for 10%
in total, which are operated by the French electricity dis-
tribution company ENEDIS in 2016. However, EVs usually
have a short driving range of 100-150 miles due to the
technology bottleneck of battery [2]. Furthermore, the en-
ergy consumption of EVs is varied with the load degree, the
speed, and even the road slope that may cause their driving
range to be significantly lower [3]. In reality, the logistical
transportation systems are often dynamic. For example, the
request of a new customer arrives dynamically or the de-
mand of an old customer can change over time. When
deciding the route plan of an EV fleet in these dynamic
environments, the influence of dynamic load degree upon
the driving range must be considered due to the time-
varying delivery requests. Figure 1 illustrates the route ex-
ecution of a single EV in a dynamic logistical transportation
system. Before an EV leaves the depot O time ¢, an initial

route plans to visit the currently known requests
(A, B,C, D, E). While EV executes its route, a new request X
arrives at time ¢; and the initial route is adjusted to fulfill it.
However, the increased load by new arrival request X limits
the driving range of EV that causes its inevitable return to
depot O once for recharging. Finally, the real executed route
of EVis (A, B,C, X, O, D, E). Therefore, the routing plan of
EVs in dynamic logistical transportation system becomes
distinctively different from the traditional vehicle routing
problem (VRP) in the literature as we will demonstrate
throughout this paper.

In this paper, a special dynamic electric VRP (DEVRP) is
investigated for the optimal routing plan of a fleet of EVs so
that they can serve a set of customers with time-varying de-
mands while minimizing the total driving distance of EVs.
Obviously, DEVRP can be regarded as an extension of electric
VRP (EVRP) into dynamic transport environment. Recently, a
lot of researchers have begun to focus on EVRPs due to the
wide application of EVs in the logistical transportation field
[4-9]. Schneider et al. [10] studied an EVRP with time windows
and changing stations in order to minimize the total travel
distance by a homogenous EV fleet. Felipe et al. [11] proposed
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—— Route plan of EV
------- > Route plan of traditional vehicle

FiGure 1: Example of dynamic EV routing.

several heuristics that were constructed within the framework
of simulated annealing algorithm for an EVRP with multiple
charging technologies and partial recharges. Goeke and
Schneider [12] considered a full charging policy with a linear
charging function approximation in the routing problem of a
mixed electric and conventional vehicle fleet. Lin et al. [13]
discussed the effect of vehicle load on battery consumption in
EVRP. Keskin and Catay [14] investigated the application of an
adaptive large neighborhood search algorithm for an EVRP
that allowed partial recharging. Montoya et al. [15] designed a
hybrid metaheuristic for EVRP, in which the battery-charge
level was defined as a nonlinear function of the charging time.
Zhang et al. [16] utilized an ant colony algorithm for solving an
EVRP with the objective of minimizing the energy con-
sumption of EVs. Jie et al. [17] presented a two-echelon
capacitated EVRP with battery swapping stations and utilized a
hybrid algorithm that combined column generation and
adaptive large neighborhood search to determine the delivery
strategy under battery consumption limitations. It is noticeable
that the current relevant literature on EVRP were concerned
with the recharging operations of EVs along their route or the
utilization efficiency of battery during the transport course.
However, most researches only considered EVRPs as static
optimization problems; that is, all customer demands were
given as constant. As shown by the example in Figure 1,
rerouting an EV must consider the influence of its driving
range with load degree once a new customer demand arrives,
which is not involved if a traditional vehicle is used.

According to the method proposed by Pillac et al. [18],
there are four categories of VRPs. The first is the static and
deterministic VRP, where all input is known beforehand and
vehicle routes do not change once they are in execution [19].
The second is the static and stochastic VRP, which is
characterized by input partially known as random variables
(Gendreau et al.) [20]. The third is the dynamic and de-
terministic VRP, where part or all of the input is unknown
and revealed dynamically during the design or execution of
the routes [21]. The final is the dynamic and stochastic VRP
that has part or all of the input unknown and revealed the
exploitable stochastic knowledge dynamically during the
execution of the routes [22].

The investigated problem in this paper belongs to the
third category; however, the routing algorithm of DEVRP is
significantly complicated due to the influence of EVs’ driving

range varying with their load degree in dynamic environment.
For DEVRP, an effective optimization algorithm should track
these environmental changes and adapt the best routing
scheme of an EV fleet to the changes accordingly. Therefore,
we will investigate the applications of an adaptive memetic
algorithm (MA) for DEVRP in this paper. The contributions
of this study can be summarized as follows:

(i) We extend EVRP into dynamic delivery transport
environment, which is more general and practical,
and present a special DEVRP, where the driving
range of EV is limited by the variable load degree
according to the time-varying demand requests.

(ii) We propose an adaptive MA method to solve the
investigated DEVRP. The proposed method intro-
duces a special individual representation strategy,
an adaptive local search (LS) operator, and an
economical random immigrant scheme into the
framework of evolutionary algorithm (EA).

(iii) We validate the performance of the proposed
method using a series of test instances constructed
from a stationary VRP benchmark.

The rest of this paper is outlined as follows. Section 2
formally provides the investigated DEVRP. Section 3 de-
scribes the proposed MA method in detail. Section 4 con-
structs DEVRP test suites from a stationary VRP benchmark
and evaluates empirically the performance of the proposed
MA for DEVRPs. The final section concludes this paper with
discussions on future works.

2. Problem Definition

In this section, we provide a formal description of the
DEVRP, in which a homogenous fleet of EVs start from a
single depot and deliver the goods to a set of customers. Each
EV has a fixed load capacity and limited driving range. While
EV is traveling, the battery charge level decreases propor-
tionally with the distance traversed and the current load
degree. All EVs must return to the depot for the battery
recharging. The demands of customers may change during
the design stage. As a consequence, the delivery routes may
have to be revised to accommodate the corresponding
changes of demands.
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Let I ={1,...,n} be the set of nodes representing the
customers and 0 a node representing the depot. Each cus-
tomer has a time-varying demand g; over the design horizon
[t, T] with ¢t >0. The DEVRP is defined on a directed and
complete graph G = (V,A), where V ={0}Ul and
A={(i,j):i,j€V,i+j} represents the set of arcs con-
necting vertices of V. Each arc (i, j) has two associated
nonnegative values: a travel distance d;; and a battery
consumption b;;. All EVs have a battery of capacity Q and a
maximal load capacity C,,,,. Note that b;; can be calculated
by the following formulation:

Acur ~ Gemp
b,. =—.¢ d)

Y dful ~ Gemp F W
where e represents the engine efficiency of EV, and gy qgy»
and g, represent the load degrees with the current, full,
and empty statuses of EV on arc (i, j), respectively.

The additional assumptions in the investigated DEVRP
are given as follows:

(1) Each EV starts with the full-battery capacity from the
depot

(2) Each EV route ends at the depot

(3) Each customer node is visited once by only an EV
route

(4) Driving speed on each arc is constant

(5) The battery is recharged to full each time after
returning to the depot

(6) No time window constraint is considered for the
delivery service and the battery recharging

The purpose of DEVRP investigated in this paper is to
decide an optimal delivery route plan so as to minimize the
total travel distance of EV's as well as adapting to the time-
varying demands of customers during the design stage.
Considering that the traditional exact or approximation
methods for large-scale VRPs are not very exciting, an
adaptive memetic algorithm will be proposed for solving this
problem efficiently and the detailed algorithmic designs will
be given in the next section.

3. Proposed MA Method for DEVRP

3.1. General Framework of MA. In the EA community, MA
can be regarded as a hybrid metaheuristic method inspired
by Darwinian principles of natural evolution and Dawkins’
notion of a meme, defined as a unit of cultural evolution that
is capable of local refinements. Within the framework of a
MA, EA operators are responsible for global rough search
and LS operators (an LS is also called a meme) are used for
local refinement. Due to the advantage of maintaining an
efficient balance between exploration and exploitation, MAs
have been successfully used to solve a lot of complex op-
timization problems [23-26]; however, they are rarely
considered for dynamic optimization problems [27, 28].
The proposed MA in this paper is a class of EA-based
hybrid metaheuristic, which can be expressed by the pseu-
docode in Figure 2, where pop_size, pc, and pm are the

begin
parameterize (pop_size, pc, pm),
t=0;
initializePopulation (P (0));
evaluatePopulation (P (0));
if the LS method is used then
elite = selectForLocalSearch (P(0));
execute the LS operation upon elite;
repeat
P’(t) = selectForReproduction (P(t));
P”(t) = crossover (P’(t));
mutate (P”(t));
evaluatePopulation (P”(t));
P (t + 1) =selectForSurvival (P”(t) U P(t));
if the LS method is used then
elite = selectForLocalSearch (P(t));
execute the LS operation upon elite;
if the immigrant scheme is used then
immigrate a number of random chromosomes into P (t + 1);
t=t+1,
until a stop condition is met

end.
FIGURE 2: Framework of the proposed MA for DEVRP.

population size, crossover probability, and mutation proba-
bility, respectively. Within this MA, a population of pop_size
chromosomes are generated randomly and then evaluated at
the initialization step. Then, an elite chromosome, i.e., the
chromosome with the best fitness, is improved by an LS op-
erator. At each subsequent generation, the chromosomes
undergo a binary tournament selection, where two chromo-
somes are selected randomly from the current population and
the best one is taken for one parent, and the selected chro-
mosome undergoes an order crossover (OX) operation with a
probability pc. After crossover is executed, a 2-OPT mutation
operator is performed for each newly generated offspring
chromosome with a probability pm. Then, the pop_size best
chromosomes among all the parents and offspring are selected
to proceed into the next generation, and an elite chromosome
in the newly generated population is refined in the LS oper-
ation. If the immigrant scheme is used, a certain number of
immigrants are generated randomly and replace the worst
chromosomes in the current population in order to improve
the exploration capacity of MA in dynamic environment.

3.2. Individual Representation. How to express a chromo-
some using a proper encoding method is a basic work when
designing an MA for VRP. A good representation scheme
can help the algorithm obtain high-quality solutions easily,
while an improper representation may make it hard for an
algorithm to achieve even feasible solutions.

Prins [29] proposed a simple and effective encoding
scheme of GA for VRP, where each chromosome is defined as a
sequence of N customer nodes, just like in most GAs for
traveling salesman problem (TSP). This encoding scheme can
be viewed as a giant tour performed by one vehicle of infinite



capacity if only the same vehicle performs all trips one by one.
Then, an optimal split procedure can partition a given chro-
mosome into the best VRP solution. Based on this encoding
mechanism, we develop a permutation encoding scheme in
MA for the investigated DEVRP. Note that the evaluation of a
chromosome is time-costing since the splitting procedure, as
shown in Figure 3, is known as an exact algorithm in O(N).
Thus, the evaluation number will be considered as the time
index in the proposed MA for DEVRP in this paper.

3.3. Local Search. In many heuristic methods for the routing
problems, the inverse operation, where two nodes are selected
from a segment which is reversed, is often employed as the local
move technique, as shown in Figure 4. The quality of a
neighbor generated by executing one inversion can be esti-
mated by a parameter A, which is calculated by the formula
A = (ac+b d) - (ab + ¢ d). Obviously, the smaller the value
of A is, the higher the quality of the new generated solution is.

In the original inversion scheme, the sequence between
two different nodes chosen randomly in a single tour is
reversed. Since there are existing multiple tours in the VRP
solution, the inversion can be divided into two ways: single-
tour-based inversion (SI) and multiple-tour-based inversion
(MI). The former starts from choosing a single tour and
reverses the sequence between two different nodes in the
chosen tour. In the latter, the tours are not considered in
isolation, and paths and nodes are allowable to exchange
between different tours.

An example of ST and MI is presented in Figure 5, where
node 3 and node 6 are selected from single (SI) and multiple
(MI) tours and the sequence between them is reversed. It is
easy to see that SI can always help a solution s make a single-
tour local improvement, which means that one local move in
SI always occurs in a smaller area around s, and MI can
perform one move in a wider range upon s. Obviously, each
local move makes a biased search and hence may be efficient
for some classes of problems but not for others. Therefore,
how to develop an efficient LS operator and avoid utilizing
inappropriate local move becomes a very important issue.

Here, we design an adaptive LS (ALS) method for the
investigated DEVRP according to an effective learning
mechanism [30] in order to utilize SI and MI operators effi-
ciently. In our proposed ALS method, SI and MI are both
allowed to work together and selected by probability to gen-
erate a neighbor of an individual at every step of an LS op-
eration on every iteration of the algorithm. In order to obtain
the advantages of both of them during different periods when
they are effective, an adaptive learning strategy is used to adjust
their execution probabilities according to the improvement
each inversion operator has achieved on every LS step.

Let p; and p,,; denote the probabilities of applying SI and
MI to generate a neighbor of an individual that is used for local
search, respectively; py; + p,,; = 1. At the start of this strategy,
ps; and p,,; are both set to 0.5, which means giving a fair
competition chance to each inversion operator. As each in-
version move always makes a biased search, the inversion
operator which produces more improvements should be given
a greater selection probability. Let # denote the improvement

Mathematical Problems in Engineering

Vo=0;
for i=1to n do V;=+ oo endfor
for i=1to n do

load =0; cost=0; dist=0; j=i,

repeat
load = load + qj;
if i=j then

dist = d0,5j+ ds,-,o; cost = bo,sj + bsj,0§
else
dist = dist-dsj_l_o + dsj_l.sj + dsj,OQ
cost= cost—bSH_O + bsH,Sj + bs,-,o;
enif
if (load <= C,,4,) and (cost <= Q) then
if V;_y +dist<V; then
V; =V,_1 +dist;
P =i-1;
endif
J=itlh
endif
until (j >n) or (load > Cp,q,) or (cost > Q)
endfor
Denotations:
S: a sequence vector of visiting n customers;
P: a label vector of EVs.
FIGURE 3: Algorithm for the splitting procedure.

degree of the selected individual when one inversion operator is
used to refine it and # can be calculated by
11 — flmp'f flnll’ (2)
mi1
where f;,, is the final fitness of the selected individual for
the local refinement after executing one LS operation and
fin; 1s its initial fitness before the local refinement. At each
generation, the degree of improvement of each inversion
operator is calculated when a predefined number of itera-
tions is achieved, and then p; and p,,; are recalculated to
proceed with the local improvement in the next generation.
Suppose y; () and #,,, (t), respectively, denote the total
improvement of SI and MI at generation t. Their selection
probabilities p; (t + 1) and p,,,; (t + 1) at generation (t + 1)
can be calculated orderly by the following formulae:

Psi (t + 1) = Dsi (t) +38- i (t),
Poi (E+1) = Py (8) + 8- 17,,, (1),

pat+1) (3)
Psi(t + 1) + pmi (t + 1))

pi(t+1)=

pmi(t+1)=1_psi(t+1)’

where § signifies the relative influence of the degree of the
improvement on the selection probability. The proposed
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FIGURE 5: An example of SI and MI operators.

inverse-based LS operator can be expressed by the pseu-
docode in Figure 6.

From Figure 6, it can be seen that SI and MI are used to
generate a certain number of s’s neighbors, which compose a
neighbor set S, by probability. For each neighbor s’ in S, the
corresponding value of A (s, s/) is calculated to estimate the
effect of this local move. It is noticeable that the quality of s’
is only estimated by the value of A(s,s’) rather than its
fitness f (s7), which differs from the general LS method as
shown in Figure 1. This is because that the evaluation of
fitness is too time-consuming (see the relevant description in
Section 2.1), while the total evaluation number in each
generation is always limited. Finally, the best neighbor s*
with the smallest value of A would be evaluated and replace s
if its fitness is lower than f (s).

3.4. Increasing Population Diversity. The major problem
when EAs are applied for dynamic optimization problems
is that the converging population cannot adapt to the
changing environments. The random immigrant scheme,
where the population is partially replaced by the new-
generated chromosomes at every generation, is a simple
and efficient scheme for EAs in dynamic environments
since it can introduce a constant diversity into the pop-
ulation [31, 32]. Obviously, it is more helpful to migrate
random chromosomes into a converging population than a
spread-out one. Thus, it is not necessary to always inject a
constant number of random chromosomes into the pop-
ulation at every generation.

Here, we propose an economical random immigrant
scheme for the proposed MA, where the immigrant ratio ri
of every generation can be calculated based on the value of a
population diversity index &. The index & can be calculated as
follows:

(4)

f _ min1|fave - fbest|, 1})

f ave

where fi. and f,,. are the best and average fitness among
the fitness values of the population, respectively. The index &

begin
if ps; and p,,; are not initialized then
set Psi = Pmi = 0.5;
set Nsi = Nmi = 0;
for i=1to ls_size do
set S=@ and ns = 0;
while (ns < max_ns) do
if random() < pg; then //SI is selected
generate a neighbor s of s using SI operator;
else // Ml is selected
generate a neighbor s’ of s using MI operator;
calculate A(s,s’);
S=Su{s'}
ns=ns+1;
endwhile
find a solution s* with the smallest value 4 ofin S;
evaluate f(s™);
if f(s*) < f(s) then s =5s";
update 7ng; and 7,,;;
endfor
recalculate py; and pp,i;
end.
Denotations:
max_ns: the maximal allowable value of [S| per generation;
random(): a pseudo-random number between 0 and 1;

A(s,s”): the corresponding value of 4 when s moving to s’

FiGUure 6: Pseudocode for the ALS method.

is a fitness-based measurement of population diversity, and
it can be seen as a measurement of the convergence degree of
an algorithm. If £ — 1, there is a high population diversity
and therefore the algorithm is far from convergence; if
& — 0, there is a low population diversity, which means
that the convergence is approaching.

With the definition of &, the immigrant ratio ri can be
calculated by the following formula:



ri = min{a - (1 - &) (ri_max — ri_min) + ri_min, ri_ max},
(5)

where ri_ max and ri_min are, respectively, the predefined
maximum and minimum value of ri and are preset constant
to control the decreasing or increasing speed of ri. From this
formula, it is easy to understand that less random immi-
grants could be introduced into the population in the
presence of higher diversity (i.e., when & — 1) as a result of
ri — ri_min. However, when the population is converging
(i.e., when & — 0), ri — ri_ max, which increases the level
of random immigrants with a great degree.

4. Experimental Study

4.1. Dynamic Test Environment. In this section, the behaviors
of investigated algorithms are examined on a series of DEVRPs
which are constructed based on an instance from VRPLIB
(http://comopt.ifi.uni-heidelberg.de/software/TSPLIB95/).  In
the basic VRP instance eil51, one depot node and N = 50
customer nodes are defined by the points in the plane and the
cost for each edge (i, j) is the Euclidean distance between node i
and node j. For each EV, the maximal load capacity is set to 160
and the capacity of battery is set to 20 kWh.

According to the generated method of dynamic opti-
mization problems by Wang et al. [33], the dynamics of
DEVRPs is defined as follows: every 7 generations, the
demands of p x N customers change according to a random
Gaussian variable. More formally, a change of a single
customer can be described as follows:

g; (t) = min{max{q,;,, 15+ 8 - N (0, D}, gpnax}> (6)

where ¢;(t) denotes the demand of customer i at time ¢,
Gmax = 160 and g,,;;, = 1 denote the allowable maximum and
minimum demand of a customer, respectively, and N (0, 1)
denotes a normal distribution random number in (0, 1). In
fact, g, is equal to the capacity of an EV, while q,;,, is set to
1 in order to ensure that the demand of each customer is
nonnegative. Moreover, the mean demand and variance of
all customers is 15 and 8, respectively, in the original data set.
According to this constructing method, the parameter
controls the speed of changes while p € (0.1,1.0) controls
the severity of changes. A bigger p means more severe
changes while a smaller 7 means more frequent changes.

In this study, the change speed parameter 7 is set to 50,
100, and 200, respectively, which means that the environ-
ment changes very fast, in the moderate speed, and slowly,
respectively. The change severity parameter p is set to 0.1,
0.5, and 1.0, respectively, in order to examine the perfor-
mance of algorithms in dynamic environments with dif-
ferent severities: from slight change p = 0.1 to moderate
variation p = 0.5 to intense change p = 1.0. In order to study
the behavior of algorithms in randomly changing envi-
ronment, we also set p to be a random number uniformly
distributed in (0.0, 1.0), i.e., p = rand. In total, a series of 12
different dynamic problems are constructed from each
stationary test problem. The dynamics parameter settings are
summarized in Table 1.
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TaBLE 1: The index table for dynamic parameter settings.

T Environmental dynamic index

50 1 2 3 4
100 5 6 7 8
200 9 10 11 12
p— 0.1 0.5 1.0 rand

4.2. Experimental Design. Experiments are carried out in
order to study the major features of our proposed MAs and
to compare their performance with several other peer al-
gorithms. The following abbreviations represent the algo-
rithms considered in this paper.

(1) SGA: A simple GA

(2) SGAr: A simple GA with restart from scratch
whenever the environment changes

(3) RIGA: SGA with the traditional random immigrants’
scheme

(4) MA-Inverse: MA with the simple reverse-based LS
operator

(5) MA-Swap: MA with the simple swap-based LS
operator

(6) MA-Insert: MA with the simple insert-based LS
operator

(7) MA-ALS: MA with our proposed ALS operator
(8) MAr-ALS: MA-ALS with a simple restart scheme

(9) RIMA-ALS: MA with the ALS operator and our
proposed economical random immigrant scheme

The following parameters are used in all algorithms: the
population size (pop_size) is set to 100 for all MAs, but is set to
120 for SGA, SGAr, and RIGA because the LS operation in MAs
may be executed by Is_size = 20 steps per generation. It is easy
to see that the total number of evaluations per generation is
always 120 for all algorithms. The order crossover probability pc
equals 0.8 and the inversion mutation probability pm is set to
0.2 for all GAs and MAs. The specific parameters in our
proposed algorithms are set as follows: & = 1.0, ri_ max = 0.1,
and ri_min = 0.01 for the random immigrant scheme, while
A =0.98, Is_size 1 =5, and Is_size2 = 5 in the ALS operator.

For each experiment of an algorithm on a test problem,
30 independent runs were executed with the same set of
random seeds. For each run of an algorithm on a DOP, 10
environmental changes were allowed and the best-of-gen-
eration fitness was recorded per generation. The overall
offline performance of an algorithm is defined as the best-of-
generation fitness averaged across the number of total runs
and then averaged over the data gathering period, as for-
mulated below:

_ o1& 1
Fpg = G Z <§ ZFBGiJ')’ (7)

i=1 =1

where G is the number of generationsie., G =10-7, R = 30
is the total number of runs, and F BG, 18 the best-of-gen-
eration fitness of generation i of run j.


http://comopt.ifi.uni-heidelberg.de/software/TSPLIB95/
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4.3. Experimental Study on the Effect of LS Operators. In the
experimental study on LS operators, we investigate the
performance of MAs with different LS operators, with the
aim of examining the effect of our proposed operator in
Section 3. In particular, five different algorithms, including
MA-ALS, MA-Inverse, MA-Swap, MA-Insert, and SGA, are
tested on the stationary instance of DEVRP. For each run of
an algorithm on each problem, the maximum allowable
number of generations was set to 200. The experimental
results are shown in Figure 7, where the data were also
averaged over 30 runs.

From Figure 7, it can be seen that the performance of
four MAs is always better than that of SGA on the stationary
EVRP. This is because the LS operators can improve the
performance of an algorithm significantly. The similar re-
sults have been obtained by many researchers. It is no-
ticeable that the behavior of different MAs is different during
the running course. MA-Insert, MA-Inverse, and MA-Swap
significantly outperform SGA at the early iterative stage of
running the algorithms, while their behavior becomes a little
disappointing at the late iterative stage. However, MA-ALS
almost performs much better than other algorithms on the
whole course of running. This is because three different LS
operators are employed and selected to execute local im-
provements for an individual with an adaptive mechanism
in MA-ALS. Obviously, our proposed LS operator, which
combines the features of two inverse operation in an
adaptive learning strategy, can improve the individual more
efficiently than each of the three single LS operators. The
result that MA-ALS outperforms significantly other algo-
rithms shows the efficiency of the proposed ALS operator.

4.4. Experimental Study on the Performance of MAs on
DEVRPs. In the experiments on DEVRPs constructed in
Table 1, we attempt to compare the performance of our
proposed algorithm RIMA-ALS with some other peer al-
gorithms, including SGAr, RIGA, MA-ALS, and MAr-ALS
described in Section 4.2.

The experimental results with respect to the overall
offline performance are presented in Table 2 and plotted in
Figure 8. The corresponding statistical results of comparing
algorithms by the one-tailed t-test with 58 degrees of
freedom at a 0.05 level of significance are given in Table 3. In
Table 3, the t-test results regarding Alg. 1 — Alg. 2 are shown
as “s+,”, “s—,” “4,” or “=” when Alg. 1 is significantly better
than, significantly worse than, insignificantly better than, or
insignificantly worse than Alg. 2, respectively. From Table 2,
Table 3, and Figure 8, several results can be observed and are
analyzed below.

First, RIMA-ALS significantly outperforms other peer
algorithms on most DEVRPs, as indicated in the relevant ¢-
test results in Table 3. This result validates our expectation of
the proposed MA for solving DEVRPs. In RIMA-ALS, the
ALS operator can make a sufficient exploitation for the best-
fitness chromosome. Many researches in the literature often
utilize the LS technique to refine each chromosome in the
current population. This is too costly or impossible for an
MA in dynamic environments considering that the total cost
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F1GURE 7: Experimental results of MAs with different LS operators
on the stationary problem.

per iteration in terms of evaluations is always limited. The
ALS operator is only applied for the best-fitness chromo-
some in our proposed algorithm and can always help the
algorithm keep tracking a changing high-quality solution,
which is obviously feasible, especially on real-world appli-
cations. Moreover, the population is also introduced a
certain degree of diversity by the economical random im-
migrant scheme, which can help the algorithm adapt well to
environmental changes, especially when the environment is
subject to significant changes. More relevant analysis on the
effect of the operators in RIMA-ALS will be explained in the
late experimental analysis.

Second, MAr-ALS performs much worse than MA-ALS
and RIGA, but it is better than SGAr on all dynamic
problems. Given the perfect restart scheme, MAr-ALS does
not reuse any information from the past population, but
only restarts to search the equivalent problem from a ran-
dom initial state when an environmental change occurs. It is
easy to understand that MAs or GAs with the restart scheme
always take too much cost to reachieve the high-fitness
solutions. The result that MAr-ALS significantly under-
performs MA-ALS and RIGA on DEVRPs indicates the
importance of reusing the useful information in the past
population for MA in dynamic environments. The reason
why MAr-ALS outperforms SGAr lies in that the ALS op-
erator can help the algorithm obtain the high-fitness solu-
tion more quickly, which has been obtained in the
experiment in the last section.

Third, MA-ALS always performs well on most DEVRPs,
even outperforms RIMA-ALS on DEVRP when 7 = 200 and
p = 0.1. This happens because that a new environment is
close to the previous one when the value of p is very small. It
is much advantageous to execute sufficient exploitation for
the elite chromosome in the current population when a
slight environmental change occurs in terms of severity.
When p increases to 0.5 or 1.0, MA-ALS is significantly
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TABLE 2: Experimental results of all peer algorithms on DEVRPs.
Dynamics Algorithms
T p SGAr RIGA MA-ALS MAr-ALS RIMA-ALS
50 0.1 1026.93 + 7.05 659.91 + 15.15 616.16 + 17.85 872.54 + 10.28 610.53 + 11.79
50 0.5 1022.74 + 8.74 654.29 + 12.97 616.40 + 16.78 872.31 + 10.55 608.07 = 15.39
50 1.0 1023.24 + 7.80 660.73 + 13.88 621.13 + 14.89 872.15 + 8.97 612.98 + 11.96
50 rand() 1022.43 + 9.44 659.25 + 20.74 616.70 + 13.86 871.43 + 9.34 606.87 + 12.21
100 0.1 891.90 + 8.14 613.56 + 14.70 585.51 = 15.45 77713 + 9.32 584.08 + 12.20
100 0.5 892.85 + 7.17 606.41 + 10.91 589.58 + 10.59 776.26 + 6.86 582.60 + 10.81
100 1.0 892.03 + 6.72 610.34 + 9.08 586.30 + 12.12 771.01 £ 11.20 581.57 + 11.15
100 rand() 893.47 + 10.15 607.56 = 12.51 588.22 + 10.51 774.04 £ 9.83 583.07 + 10.67
200 0.1 766.86 + 8.25 586.05 + 12.56 566.39 + 9.74 687.77 + 8.47 566.78 + 12.63
200 0.5 765.06 £ 6.99 581.79 + 13.65 566.90 + 8.96 688.89 + 9.67 566.41 + 13.10
200 1.0 766.04 + 6.46 58232 + 7. 569.22 + 7.30 686.49 + 6.17 564.33 + 9.02
200 rand() 767.29 £ 6.76 585.65 + 9. 567.11 = 10.42 685.89 + 8.56 566.82 + 11.36
1100 T T T T T
1000 +
g
g 900 -
£
2
.E 800 |-
go
S 700 b
8
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500 i P i
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Dynamic environmental index
—— SGAr -o- MAr-ALS
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-~/ MA-ALS
FIGURE 8: Experimental results of all GAs and MAs on DEVRPs.
TaBLE 3: The t-test results of comparing algorithms regarding the overall offline performance.
t-test result DEVRP instances
7 =50, p— 0.1 0.5 1.0 Rand()
RIMA-ALS-MAr-ALS s+ s+ s+ s+
RIMA-ALS-MA-ALS + s+ s+ s+
RIMA-ALS-RIGA s+ s+ s+ s+
MAr-ALS-MA-ALS s— s— s— s—
MAr-ALS-RIGA s— s— s— s—
MAr-ALS-SGAr s+ s+ s+ s+
MA-ALS-RIGA s+ s+ s+ s+
RIGA-SGAr s+ s+ s+ s+
7 =100, p= 0.1 0.5 1.0 rand()
RIMA-ALS-MAr-ALS s+ s+ s+ s+
RIMA-ALS-MA-ALS + s+ s+ s+
RIMA-ALS-RIGA s+ s+ s+ s+
MAr-ALS-MA-ALS s— s— s— s—
MAr-ALS-RIGA s— s— s— s—
MAr-ALS-SGAr s+ s+ s+ s+
MA-ALS-RIGA s+ s+ s+ s+
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TaBLE 3: Continued.

t-test result DEVRP instances

RIGA-SGAr s+ s+ s+ s+
7 =200, p= 0.1 0.5 1.0 rand()
RIMA-ALS-MAr-ALS s+ s+ s+ s+
RIMA-ALS-MA-ALS - s+ s+ s+
RIMA-ALS-RIGA s+ s+ s+ s+
MAr-ALS-MA-ALS s— s— s— s—
MAr-ALS-RIGA s— s— s— s—
MAr-ALS-SGAr s+ s+ s+ s+
MA-ALS-RIGA s+ s+ s+ s+
RIGA-SGAr s+ s+ s+ s+

beaten by RIMA-ALS, which shows the necessity of
maintaining the sufficient population diversity for MAs in
dynamic environments. Since it is usually not possible to
judge the strength and weakness of an environmental change
in advance, the proposed random immigrant scheme is a
good choice when MAs are applied for DOPs; notice that
RIMA-ALS always performs better than MA-ALS on all
DEVRPs when p = rand.

Finally, the environmental parameters affect the per-
formance of algorithms. The performance of all algorithms
increases when the value of 7 increases from 50 to 100 to 200.
When 7 becomes larger, algorithms have more time to find
better solutions before the next change. However, the per-
formance of algorithms hardly changes with the increasing
or decreasing of the value of p.

5. Conclusion

In this paper, an adaptive MA is proposed for addressing a
special DEVRP that is characterized by the time-varying
customer demands during the route design stage, under the
consideration of the influence of the variable load degree
upon the driving range of EVs. In the proposed MA method,
there are three major algorithmic schemes. The first is to
develop a splitting procedure to translate an individual with
simple permutation-based representation to a solution of
DEVRP. The second is to propose an ALS operator that
utilizes two different inverse-based LS operations, that is, SI
and MI, in an adaptive cooperation way. The last is to
employ an economical random immigrant scheme to
maintain a sufficient population diversity for the proposed
algorithm to adapt well to the changing environment.
From the experimental results based on a series of DEVRPs,
which are constructed from a stationary instance of VRP, the
following conclusions can be drawn on the dynamic test
problems. Firstly, MAs with the ALS operator enhanced by the
suitable diversity technique can exhibit a better performance in
solving DEVRPs. For most test problems, RIMA-ALS, which
hybridizes GA with the ALS operator and the economical
random immigrant scheme, outperforms other peer algorithms.
Secondly, the ALS operator can help the algorithm execute a
robust local refinement since it employs multiple LS operators
via an adaptive cooperation mechanism. In our experiments,
MA-ALS performs much better than other MAs with a single LS
operator for the stationary instance of VRP. Thirdly,

maintaining a sufficient population diversity and reusing the
past information efliciently are both important for MAs in
dynamic environments. For most DEVRPs, RIMA-ALS always
performs better than MA-ALS and MAr-ALS, while MA-ALS
outperforms MAr-ALS. Finally, the environmental parameter
can affect the performance of algorithms. In our experiments,
algorithms perform better with the increase of the frequency of
changes, while the influence of the severity of change seems very
limited. Generally speaking, the experimental results indicate
that the proposed algorithm, where an EA is hybridized with the
ALS operator and an economical random immigrant scheme,
seems a good optimizer for DEVRPs.

For the future work, it is straightforward to examine the
performance of our proposed algorithm for more DEVRP
instances. For example, a mixed fleet of EVs or multiple
charging stations can be considered in DEVRPs. Another
interesting research topic is to investigate the effect of hy-
bridizing the other LS operations, such as those especially
used for EVRPs, within this adaptive learning way. In ad-
dition, it is also valuable to carry out the sensitivity analysis
on the effect of parameters, e.g., a, A, etc., on the perfor-
mance of the proposed algorithm in the future.
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This paper investigates active damping of LCL filter resonance in grid-connected inverters with only inverter current feedback
control, since it only needs to sample one current to realize both current control and inverter protection. The traditional single-
loop inverter current control (SLICC) can damp the LCL filter resonance actively. However, if the control delay is considered in
digital control, the system stability will depend on the ratio of the LCL resonance frequency f ., to the sampling frequency f, and
the valid damping region is only up to f /6. Considering that the design region of the LCL resonance frequency f . isupto f,/2,
the system can easily become unstable due to the LCL resonance frequency shifting. Thus, this paper proposes an improved active
damping method based on SLICC, including the asymmetric regular sampling method and delay compensation method. The
improved sampling method minimizes the control delay without introducing a switching ripple, and the delay compensation
method further compensates for the delay effect. With a proper parameter design, the upper limit of the valid damping region is
extended up to f /2, which can cover all the possible resonance frequencies, and it has inherent robustness against grid-impedance
variation. Finally, a few simulations in MATLAB/SIMULINK and experiments based on a 6 kW prototype are performed to verify

the theoretical analysis.

1. Introduction

Recently, the renewable energy distributed generation
technique is attracting more and more attention, to deal
with the increasing concern of the exhaustion of fossil
fuels and the environmental pollution. Grid-connected
inverters are the key devices to connect the distributed
systems to the power grid [1]. As the grid-connected
inverter is controlled by the pulse width modulation
(PWM), the output current contains an amount of
switching harmonics. The LCL filter is widely used due to
its better attenuation capability of the switching har-
monics and cost advantage compared with L filter.
However, the LCL filter is a third-order low-damping
system, which challenges the stability of the whole
system [2].

In order to stabilize the system, a variety of active
damping techniques without power losses have been devel-
oped. Generally, the traditional active damping techniques
can be classified into two modes based on whether an ad-
ditional sensor is needed, except for the essential sensors of
the control current and grid voltage: the single-loop and the
multiloop feedback control. The multiloop feedback control
methods introduce additional damping terms into the current
control loop by sensing additional variables, such as capacitor
current [3-6] or capacitor voltage [7]. Due to their flexible
and efficient implementation, these methods have been
widely used. However, requiring additional sensors increases
the hardware cost and affects the system’s reliability. Alter-
natively, a state observer can be used to simplify the system
hardware effectively [8, 9], but it is sensitive to system pa-
rameter uncertainties and variations [10].
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Simultaneously, the single-loop feedback control
methods can avoid these problems and have increasingly
been studied in [11-25], including inverter current control
and grid current control. In [11], it is first pointed out that
the inverter current contains capacitor current component
so that the inverter current control can promise stable
operation. Moreover, inverter current control is beneficial to
the instantaneous overcurrent protection for the inverter,
which is more convenient to be implemented and popular in
industrial applications [12]. But good damping can be
achieved only when the resonance frequency is low enough.
In order to increase the damping, an active damping inner
loop control is introduced. It is implemented by extracting
the high-frequency components of the inverter current or
grid current to simulate the capacitor current [13-15], and
the first-order High Pass Filter (HPF) is the most popular
filter. However, when the control current is the grid current,
it may not be able to introduce sufficient damping since the
high-frequency components have been filtered by the filter
capacitor, which might result in the need to compromise
between the resonance frequency offset and the resonance
suppression ability [16].

On the other hand, the control delay is introduced in
the digital control implementation process, and it has a
significant influence on all active damping techniques
[17-19]. The system stability will depend on the ratio of the
LCL resonance frequency f,. to the sampling frequency
f,- For the single-loop feedback control without active
damping inner loop or the multiloop feedback control, the
critical frequency is f,/6 [17, 18], while it can increase to
f /3 at most when adopting the active damping inner loop
[20]. Thus, the LCL resonance frequency must be away
from the critical frequency to enhance the system damping.
Unfortunately, considering the potential variation of the
grid inductance, the LCL resonance frequency may shift to
the critical frequency; thus, the system stability cannot be
promised [21-23]. Hence, how to decrease the control delay
and increase the critical frequency is a research focus in
recent years.

The control delay is reduced by adjusting the sampling
instant [17] or multisampling [12], but the sampling instant
may be no longer the switching instant of the power tube. It
is easy to introduce the switching frequency harmonics into
the control loop and deteriorate the system stability [16].
Alternatively, the filter-based methods are presented in
[24-26]. By inserting a digital filter in the forward path, the
frequency characteristics around the LCL resonance fre-
quency can be changed. But such a solution relies on the
accukeérate filter parameters; the variation of grid inductance
may greatly affect the system stability. Thus, it is very difficult to
enhance the system stability only by reducing the control delay
or introducing digital filters. Therefore, in [22], a robust
method including the double-sampling double-loading
(DSDL) mode and a lead grid current control part is proposed,
and a similar method based on the inverter current control is
proposed [16]. The DSDL mode minimizes the control delay
and the lead control part further compensates for the delay
effect. However, the active damping inner loop can be
equivalent to a second-order filter since a first-order HPF is in
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series with a first-order lead control part in it. Thus, the order of
the system control is increased. The amplitude and phase
characteristics of high-order filters vary more sharply and
widely, making the parameters design more difficult [15].

In this paper, an improved SLICC is proposed. This
method extends the valid damping region up to f /2, im-
proving the system stability margin greatly without in-
creasing the control algorithm complexity and system cost.
And it has inherent robustness against grid-impedance
variation. The remainder of this paper is organized as fol-
lows. In Section 2, the control scheme and the mathematical
model of a three-phase grid-connected inverter with an LCL
filter are presented at first. The equivalent impedance model
of the SLICC considering the control delay is established,
and the detailed system stability analysis is given in Section
3. In Section 4, an improved SLICC for extending the valid
damping region up to f /2 is proposed. Moreover, a step-by-
step parameter design procedure is presented. Section 5
shows the simulations and experimental results and Section
6 summarizes the conclusions.

2. System Modeling and Description

Figure 1 shows the circuit diagram and control scheme of a
three-phase grid-connected inverter with an LCL filter and a
constant DC voltage source Uy, where C is the filter ca-
pacitor and L, and L, are the filter inductance of the inverter
side and the grid side, respectively. Considering the worst-
case condition, where no passive damping of the resonance
exists and the system becomes more unstable, the parasitic
series resistances of its filter inductor and filter capacitor are
all neglected here. u, is the grid voltage, and it has been
assumed as balanced, which then allows per-phase diagrams
to be used for analysis. i; and i, are the inverter and grid
current, respectively. In this paper, to reduce the impact on
the low-frequency stability of the system, the synchronous
reference frame phase-locked loop (SRF-PLL) with low
bandwidth has been employed to synchronize the inverter to
the point of common coupling (PCC) voltage [20].

The overall control structure for per-phase based on
SLICC is depicted in Figure 2. For simplicity, the equivalent
gain of the inverter is set to 1. Gpg (s) is the current con-
troller, whose notation is given as follows [10]:

2K, w;s

Gpr($) =K, + 5—"—"—;,
u 52+2w1«s+w§

(1)

where K, and K, are the proportional and resonance gains,
respectively, w; is the bandwidth of the resonance term, and
w, is the grid fundamental angular frequency.

Generally, the digital signal processor (DSP) is intro-
duced to control the grid-connected inverter, and the most
common mode for PWM is the single-update mode. Thus,
the computation and PWM delays should be considered.
Specifically, G, (s) represents the computation delay, which
is one sampling period in the traditional sampling scheme.
G, (s) is the PWM delay, caused by the zero-order hold
(ZOH) effect. Thus, the total delay in the system can be
expressed as [17]
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FIGURE 2: Per-phase control diagram with SLICC strategy.

Gd (S) —e 1.55Ts) (2)

where T, is the sampling cycle of the digital control system.
Gy (s) is the transfer function of the LCL filter under

SLICC strategy, as shown in the following equation:
L,Cs* +11

L,L,Cs® + (L, + Ly)s

GieL(s) = (3)

3. Impedance-Based Analysis

This section generalizes the physical circuit property of the
SLICC by presenting an impedance-based analysis [27]. For
demonstrating circuit properties realized by SLICC, the
control diagram is redrawn as in Figure 3(a) by sensing the
voltage of the inverter-side inductance instead of the inverter
current, and the equivalent circuit of LCL filter can be shown
as Figure 3(b). This informs that the SLICC is equivalent to a
virtual impedance Z,(s) connected in series with the in-
verter-side inductance. The expression of Z, (s) can be
written as

Z,(s) = Gpg (s)e” >, (4)

Thus, the equivalent virtual impedance Z,(s) can be
shaped by varying Gpy (s) and G, (s). Since the resonance
term of Gpy, (s) mainly affects the frequency characteristics of
the system at the fundamental frequency [19], the equivalent
virtual impedance Z,(s) is simplified as K,e "> for
simplicity.

If the control delay G, (s) is neglected, the equivalent
virtual impedance is a constant positive resistance with a
value of K,, which damps the LCL resonance peak.
Therefore, the SLICC can provide inherent damping to
stabilize the system [18].

When the control delay G, (s) is incorporated, the fre-
quency expression of the equivalent virtual impedance is
yielded as

Z,(jw) = K, (cos L5 T — jsin 1.5 wT,)

, (5)
=R, (w) + jX, ().

It shows that the control delay changes the constant
positive resistance to a virtual impedance which is composed
of resistance and reactance, whose frequency characteristics
are shown in Figure 4, and f is the sampling frequency. The
equivalent virtual resistance R,(w) could be positive or
negative depending on the frequency range, whose critical
frequency fp is f,/6. Similarly, the equivalent virtual re-
actance X, (w) could be inductive or capacitive and its
critical frequency fy is f,/3. The negative R, (w) will add
open-loop right-half-plane (RHP) poles to the system, in-
troducing a nonminimum-phase closed-loop behavior to the
system, which can impair the overall system stability and
robustness [20]. The existence of X, (w) will shift the LCL
resonance frequency f . [16]. As the damping effect, that is,
stability of system, is determined by R, (w) [22], the critical
stable frequency of the traditional digital control system
adopting SLICC is f,/6. When the actual LCL resonance
frequency f . is up to f,/6, the system will be unstable due
to the lack of necessary damping for the LCL resonance peak.
Therefore, the control delay G (s) plays a decisive role in the
stability of digital control system.

To identify the critical frequency f of R, (w) when the
control delay varies, G, (s) can be rewritten as e M5 (nor-
mally 0 <A< 1.5). When R, (w) is assumed to zero, it leads to

cos(A-2mx) =0, (6)

where x is the ratio of the critical frequency f to the
sampling frequency f..

Figure 5 shows the relationship between x and A
according to (6). As shown in Figure 5, the critical frequency
gradually increases as the control delay decreases. In par-
ticular, when the control delay decreases to e”>T:, the
critical frequency reaches the upper limit of the LCL res-
onance frequency design value, that is, f,/2. That is, if the
control delay can be reduced to e~ *>Ts, the system stability
can be ensured with the SLICC within the design range of the
LCL resonance frequency.

Due to the inherent characteristics of the digital control
system, reducing the control delay to e ®*7: can only be
realized by increasing the sampling frequency. In this case,
the sampling frequency should be increased to three times its
original value [12]. However, it may lead to problems that
introduce the switch ripple into the control loop and
multiple intersections between the modulated wave and the
carrier [3]. That makes the method impractical.

4. Proposed Active Damping Method

Based on the above discussions, there is a need to decrease
the control delay and compensate for its side effects. In this
section, an improved active damping method based on
SLICC is proposed, which includes the asymmetric regular
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sampling method and the delay compensation method. The
proposed active damping method can extend the valid
damping region up to f/2, improving the system stability
and robustness. The traditional SLICC has inherent ro-
bustness against grid-impedance variation, since the grid-
impedance decreases the LCL resonance frequency [18]. The
proposed active damping method can inherit this feature
due to no additional active damping inner loop in the
control loop.

4.1. Asymmetric Regular Sampling Method. In the digital
control system, in order to avoid the influence of switching
noise, the signal sampling and update are operated at the
peak or valley of the triangular carrier. The sampling signals
are sent to the DSP; then the modulation waveform is ob-
tained by calculating these signals with the control algo-
rithm. Meanwhile, to avoid the phenomenon of multiple

intersections between the modulation waveform and the
triangular carrier, the calculated modulation waveform is
updated at the next sampling instant, as shown in
Figure 6(a). The computation delay is the duration between
sampling instant of the signal and update instant of the
corresponding calculated modulation waveform, which is
equal to e~*Ts, The PWM is often modeled as a ZOH, so the
PWM delay is considered as half of the sampling period,
which is equal to e~ >+, Thus, the total control delay in the
control loop is e 1>Ts,

In order to directly reduce the control delay, the
asymmetric regular sampling method is adopted, as shown
in Figure 6(b). Instead of sampling and updating the signals
one time in a control period, this method samples and
updates twice time, which means that the signal sampling
and update are operated at the peak and valley of the tri-
angular carrier. Since the sampling frequency and update
frequency are both doubled, the control delay is reduced to
e 075T: without changing the switching frequency and
introducing the switching ripple. It is worth mentioning
that, since the sampling frequency is doubled, this method
requires a higher precision current sensor.

4.2. Analysis and Design of Delay Compensation Method.
As shown in Figure 5, when the control delay is e~ 7>+, the
critical frequency of the equivalent virtual resistance is
around f /3. In this section, the delay compensation method
is further introduced to compensate for the delay effect,
realizing fr> (f,/2) and ensuring that the system has a
sufficient stability margin at f ..

Considering that the controller needs to be discretized,
the simplest form of the delay compensator can be expressed
as [22]

1
Gol = — 55 (7)
C1 1+ e—QSksTs
where k=1, 2, ..., m. Since the sampling frequency has
doubled, the minimum delay in the control loop is e~ >
Then the equivalent virtual impedance can be expressed as

o 0.75sT
Z, (jow) = Kp——c—
v tJ P14 o-0.5ksT

s

s=jw

K, (A () + B, (w)) (8)
C (w)

=R, (w) + jX, (w),

where
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A, (w) = c0s0.75 wT (1 + cos 0.5 kwT ) + sin 0.75 wT sin 0.5 kwT,
B, (w) = c0s0.75wT sin 0.5 kwT; + sin 0.75 wT (1 + cos 0.5 kwT ),
C, (w) =2 +2c0s0.5kwT,.

(9)

In order to ensure f> (f,/2), the equivalent virtual
resistance should be positive within the interval of (0,
(f4/2)]; thus, the constraints are derived as

{Al(w)>0,C1(w)>0, fe(0,05f,),

(10)
A (0)>0,C(w)>0, f=05f,

Therefore, k is within the interval of [1, 2). Figure 7 shows
the frequency-domain characteristics of R, (w) and X, (w)
with different k values. As can be seen in Figure 7, when
k=1, R, (w) decreases as the frequency increases and de-
creases to 0 at f /2. That means there is no damping at f /2,
and the more the LCL resonance frequency f .. closer to
f/2, the smaller the stability margin. However, the LCL
resonance frequency f .. can be designed close to f/2, and
the change of the filter inductance L and the filter capacitor C
may shift the actual LCL resonance frequency toward f /2,
worsening the system stability margin.

In contrast, when k=1.5, R, (w) stays constant within
the interval of (0, f,/2], which means the system has a
sufficient stability margin whatever the LCL resonance
frequency f ., is. However, k=1.5 cannot be implemented
in digital control system, and the only practical case would
be k= 1. Nevertheless, the main goal of the above analysis is
that there is a value that can satisty the delay compensation
requirements. As illustrated in [4, 21, 22], the delay com-
pensation method works through compensating the lagging
phase. Thus, we can mimic the delay compensator G, by the
lead compensator.

Figure 8 shows the Bode diagram of the delay com-
pensator G, for different k (k=1, 1.5). The leading phases at
f4/2 are 45° and around 66°, respectively. Apparently, the
leading phase at f /2 when k=1.5 is much larger than it
when k=1 that is why the system can be more stable when
k=1.5. To compare the performance of the lead compen-
sator with the delay compensator, the leading phases at f /2
are the same; that is, 6, =45 and 6, =66". And the

Increase of k
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FIGURE 7: Frequency-domain characteristics of R, (w) and X, (w)
with different k values.

attenuation of the transmission coefficient of the open loop
is fully compensated, as shown in Figure 8. The form of the
compensator can be expressed as [12]

Ts+1
- 11
T aTs+1 (1

where « and T are

1-sinf

O=—

1+sin6
(12)

1
T = .
2nfa

Thus, the equivalent virtual impedance of the system can
be expressed as

Zy(s) = KPGC2|s=jw

K (43 (w) + jB, (w))
- G, (w)

(13)

=R, (w) + jX,; (w),

where
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A, (w) = (1 + ocTzwz)cos 0.75 0T + (1 — a)Twsin 0.75 wT,
B, (w) =(1 - a)Twcos0.75 wT, —(1 + ocTza)z)sin 0.75 T,

C, (w) = 1+ (aTw).
(14)

Figure 9(a) shows the frequency-domain characteristics
of R, (w) and R,, (w); Figure 9(b) shows the frequency-
domain characteristics of X,; (w) and X, (w). As can be seen
from Figure 9(a), through the same leading phase at f /2,
R, (w)|g_y4s is always greater than R, (w)|;_; within the
interval of (0, f,/2). This is because the lead compensator
can provide a bigger leading phase. What is more,
R, (w)|g_ys is greater than R, (w)l;-; 5 within the interval of
(0, 0.4f,), and the range can be extended to (0, f,/2) by
increasing the leading phase. Thus, the system can achieve
more effective damping when the lead compensator is in-
troduced, and the parameters design procedure can be more
flexible.

It is worth mentioning that X, (w)|g_,s is always greater
than X, (w)|,_, within the interval of (0, f/2), even greater
than X, (w)l,, 5> as shown in Figure 9(b). And X, (w) can
be greater within high-frequency interval by increasing the
leading phase 6. This is because of the amplitude amplifi-
cation effect of the lead compensator, resulting in shifting
the actual resonance frequency f . toward f /2, decreasing
the stability margin of the system. Thus, the leading phase 6
should be designed carefully.

4.3. Design Guideline for the Proposed Active Damping
Method. In this section, a step-by-step parameter design
procedure considering the phase margin (PM) and the
gain margin (GM) of the system is summarized as
follows:

Step 1. Consider the requirements of the power level
and the current limit of the inverter; the switching
harmonic suppression ability, the filter inductances L,
and L,, and filter capacitance C are preliminarily de-
termined [1].
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Step 2. Set the cutoff frequency f, according to the
sampling frequency f, low-frequency harmonic sup-
pression ability, and overshoot constraint. As reported
in [10], to achieve an overshoot within the reasonable
range, f,< f.<4%f, is expected with PM, at f_ over
60°, where f is the fundamental grid frequency.

Step 3. Specifically, K, is related to f, by [5]
K, =2mf (L, +L,). (15)

When PR controller is adopted, the magnitude of the
loop gain at f, should be bigger than 75 dB, ensuring
that the amplitude error is less 1% at the rated power
[5]. Once f is specified, K, and K, can be determined.

Step 4. Draw the Bode diagram of the open-loop
transfer function of the overall system with the
asymmetric regular sampling method only. Generally,
the PM, at f ., is expected within the interval of [30°,
60°], and GM > 5dB is expected [5]. Then examine the
actual PM, and GM. If the actual PM, or GM is not
satisfied, go back to Step 3 and slightly decrease K, and
K,.

Step 5. If the actual PM, or GM cannot be satisfied only
by decreasing K, and K,, introduce the delay com-
pensator and examine the actual PM, and GM. Go back
to Step 3 and slightly decrease K, and K, if necessary.

Step 6. If the actual PM, or GM still cannot be satisfied,
introduce the lead compensator and set the leading
phase 0 at f/2 to be = n/4. Go back to Step 3 and
slightly decrease K, and K, if necessary. If it is not
satisfied again, increase the leading phase according to
the difference between the actual PM, and the preset
value, and further slightly decrease K, and K,. If it is
still not satisfied, go back to Step 1 and slightly decrease
the LCL resonance frequency and repeat the other steps
until the system stability requirements are met. The
flowchart can be shown in Figure 10.

The parameters are designed according to the design
procedure, as shown in Table 1. Figure 11 shows Bode di-
agram of the overall system with the designed parameters,
and the stability requirements are satisfied, since PM, =70°,
PM,=31°, and GM =6.5dB.

5. Simulation and Experiment Results

5.1. Simulation Results. To verify the above analysis and the
proposed active damping method, a simulation model based
on Figure 1 is built in the MATLAB/SIMULINK, and the
main system parameters are shown in Table 1.

For verifying the analysis of the critical frequency of the
SLICC, the LCL resonance frequency f,. is selected as
0.24 f; by intentionally increasing the filter capacitance C to
9.4 uF. Figure 12 shows the simulated grid current for this
case. As shown in Figure 12(a), when f . is bigger than the
critical frequency of the traditional SLICC, that is, f /6, the
system cannot be stabilized. After decreasing the control
delay by adopting the asymmetric regular sampling method,
the system can be stabilized while the grid current still
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TaBLE 1: System simulation parameters.
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contains oscillation, indicating that the system stability
margin is insufficient.

When further adopting the delay compensator, the
current oscillation rapidly decays, indicating that the system
stability margin has been increased, as shown in
Figure 12(b). It is worth mentioning that, under this con-
dition, there is little difference between the results of the
delay compensator and the lead compensator (not shown in
Figure 12). That means when the LCL resonance frequency
fres 18 relatively low, the system stability margin under the
two methods has little difference, which is consistent with
the analysis in Section 4.

When the filter capacitance C is regularly designed
according to the design guidance, it equals 4.7 yF, as shown
in Table 1. In this case, f,.,=0.34 f,, which is close to the
critical frequency when the control delay decreases to
e~ 07T that is, around f /3. Figure 13 shows the simulated
grid current for this case. With adopting the asymmetric
regular sampling method, the control delay reduces to
e 75T and the system still cannot be stabilized, as shown
in Figures 13(a) and 13(b).

The system can be stabilized when further adopting the
delay compensator, as shown in Figure 13(a). However, the
current still contains high resonance frequency harmonics,
which makes the current cannot meet the requirements of
total harmonic distortion (THD). Comparatively, when
adopting the lead compensator, there is no obvious oscil-
lation in the steady state, as shown in Figure 13(b). It in-
dicates that, at a high level of the LCL resonance frequency,
the system has a higher stability margin when adopting the
lead compensator.

In addition, the robustness of the proposed active
damping method is verified by shifting the LCL resonance
frequency. Figure 14 shows the contrastive simulation re-
sults under the proposed method with the delay compen-
sator and the lead compensator. The LCL resonance

frequency reaches 0.4 f by decreasing the filter capacitor C
to 75% designed value. The resonance frequency harmonics
increase significantly with the delay compensator, as shown
in Figure 14(a). Comparatively, with the implementation of
the lead compensator, the resonance frequency harmonics
increase slightly, as shown in Figure 14(b). Compared to the
results shown in Figure 13, it indicates that the higher the
resonance frequency, the greater the advantage of the lead
compensator, verifying the effectiveness of the analysis and
the proposed method.

5.2. Experiment Results. In order to verify the above sim-
ulation results, a 6 kW three-phase grid-connected inverter
prototype is built in the laboratory, as shown in Figure 15.
In practice, the PR controller is decomposed into a direct
integrator and a feedback integrator, and they are dis-
cretized with a forward difference and backward difference
separately [10]. The delay compensator and the lead
compensator are discretized with Tustin transform with
prewarping to match the frequency responses at f . [5].
Thus, the discretized controller can be implemented in a TI
TMS320F28335 DSP. The main system parameters are
shown in Table 1.

Figure 16(a) shows the grid current with the asymmetric
regular sampling method adopted only. Though the grid
current contains large oscillation, the system can be stabi-
lized when the actual LCL resonance frequency f ., is close
to the critical frequency. That is because of the damping
effects of the parasitic series resistances of the filter inductor
and filter capacitor in the prototype, leading to the difference
between Figures 13 and 16(a).

Figures 16(b) and 16(c) show the grid current with the
delay compensator and the lead compensator, respectively. The
system stability margin is improved after introducing the delay
compensator, and the oscillation rapidly decays, as shown in
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Figure 16(b). But the resonance frequency harmonics still ~ when the system has a high level of LCL resonance frequency, a
cannot meet the standards of THD. Comparatively, when  higher stability margin can be achieved by adopting the lead
adopting the lead compensator, there is no obvious oscillation =~ compensator, verifying the effectiveness of the proposed
in the steady state, as shown in Figure 16(c). It indicates that ~ method and the simulation results.
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6. Conclusions

This paper studies active damping method for LCL-filtered
three-phase grid-connected inverters based on SLICC.
Through systematic impedance-based analyses, it has been
shown that the control delay has changed the equivalent virtual
resistance of the SLICC, and the critical frequency of the
equivalent virtual resistance locates within the range of the LCL
resonance frequency. To ensure the stability of the SLICC, an
improved active damping method is proposed. The damping
region is widened to (0, f/2), which can cover all the possible
resonance frequencies. A step-by-step design procedure con-
sidering the different resonance frequency range is also for-
mulated. Particularly, the delay compensator may be unable to
provide sufficient PM within the interval of high resonance
frequency, and the lead compensator could further improve the
system stability. The simulation and experimental results show
the effectiveness of the proposed active damping method. To
mimic the delay compensator more precisely when the control
delay is equal to e *7>T: is the future work.
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The power balance of the tie-line is crucial to the stable operation of a community microgrid. This paper presents a power
fluctuation smoothing method of the microgrid tie-line based on virtual energy storage technology. Firstly, the structure
characteristics and the energy coupling mode of the combined heat and power system is systematically analyzed. Considering the
operating characteristics of heat pumps, micro gas turbines, and buildings’ heat storage characteristics, a virtual energy storage
model is established. Secondly, the target power of the tie-line is determined with the storage state indexes into consideration.
Subsequently, a power allocation strategy which takes into account the correction of equipment state mapping set is proposed to
allocate the tie-line power fluctuations to heat pumps, micro gas turbines, and supercapacitors. Simulation results show this
method can realize the coupling coordination between heat and power energy and ensure the smoothing effect of the power
fluctuations. Meanwhile, the control flexibility of the combined heat and power system can be enhanced, and the microgrid’s

operating economy can be improved.

1. Introduction

Along with the popularization and application of renewable
energy, the distributed power supply system composed of
wind power and photovoltaic can form a user-oriented
community microgrid [1-3]. During the past decade, the
combined heat and power (CHP) system has gained in-
creasing concerns and is regarded as the key of the com-
munity microgrid to meet users’ multiple demands for
electricity and heat [4, 5]. Renewable energy and traditional
energy are collaboratively utilized to provide system opti-
mization management and regulation in the community
microgrid [6-8]. In the traditional mode, the community
microgrid generally realizes the power balance of the tie-line
through the configuration of battery energy storage to en-
sure the security operation of the system, but this will in-
crease the operation cost due to the high price of the battery
energy storage. Coordinated control of heat and power
energy can smooth the tie-line’s power fluctuations and
realize multienergy supply and cascade utilization, and

therefore the overall investment costs of the microgrid can
be reduced [9-11].

At present, battery energy storage system (BESS) [12, 13]
and supercapacitors [14, 15] are widely utilized in the energy
cooperation optimization [16-18]. In [19], the optimal
performance function is presented to obtain the control
sequence of the BESS, while with the total electricity cost
minimized and the battery’s lifetime simultaneously ex-
tended. Hierarchical control, composed of centralized and
distributed control mode, is proposed in [20] to minimize
bus voltage deviation and maximize the utilization of the
hybrid energy storage system’s utilization capacities, re-
spectively. Although the power fluctuations could be ef-
fectively smoothed by the BESS, its popularity is still limited
by the high investment cost [21, 22].

Heat pumps, micro gas turbines, and other heating
equipment can achieve coordinated control of heat and
power energy through electric-thermal conversion and CHP
technology, while with the power fluctuations of the tie-line
smoothed and the thermal demand of the microgrid satisfied
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[23, 24]. In [25], switching of switches state of heat pumps
can effectively reduce the numbers of energy storage charge
and discharge conversion and smooth power fluctuations of
the microgrid tie-line. An electrothermal joint model, which
aims at reducing the power fluctuations of the tie-line and
the operating cost of the microgrid, is established in [26].
However, this condition does not consider the impact of heat
production on user comfort. The above research mainly
focuses on single heating equipment, and the deep coupling
of heat and power energy demand further investigation. In
order to furtherly explore the advantages of energy com-
plementarity and collaborative control of the CHP system, it
is necessary to comprehensively consider various types of
heating equipment, and make full use of the flexibility of heat
energy regulation to smooth the power fluctuations of the
tie-line.

In the CHP system, the microgrid energy control
centre increases/reduces the heat power to regulate the
electric power of the heat pumps and the power output of
the micro gas turbines, thus undertaking the smoothing
power fluctuations of the tie-line. Due to the heat insu-
lation effect of building walls, the response speed of in-
door temperature to electric power changes is relatively
slow. Thus, its heat storage characteristics can be com-
pared to the charging/discharging characteristic of energy
storage [27, 28].

Given this background, this paper is devoted to
addressing the power fluctuations of microgrid tie-line
considering the virtual energy storage. The structure of the
community microgrid is introduced and virtual storage is
modeled considering the characteristics of the CHP system
and the heat storage characteristics of buildings. Also, the
allocation strategy of power fluctuations of microgrid tie-
line is presented to determine the output power of micro gas
turbines, heat pumps, and supercapacitors, and therefore the
power fluctuations smoothing can be realized and the
comprehensive utilization efficiency of energy can be im-
proved. The contributions could be summarized as follows:

The energy coupling mode of the CHP microgrid is
analyzed.

The operating characteristics of heat pumps, micro gas
turbines, and heat storage characteristics of buildings are
elaborately analyzed, and then a virtual energy storage
model is established.

A strategy for smoothing community microgrid tie-line
power considering the virtual storage technology is
presented.

A correction factor is designed to determine the final
output power based on the equipment state mapping set.

The remainder of this paper is given as follows. Section 2
proposed the structure of the community microgrid, in-
cluding the microelectricity network and microthermal
network. In Section 3, the heat pumps, micro gas turbines,
supercapacitor, and virtual energy storage are modeled. The
tie-line’s target power is determined in Section 4, and the
allocation strategy of the target power of the tie-line is
detailed in Section 5. The simulation results of the presented
model are described in Section 6. The final section gives the
conclusions.
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2. System Structure of Community Microgrid

The community microgrid structure is depicted in Figure 1,
which includes the microelectricity network and micro-
thermal network. Distributed generation such as wind
power and photovoltaic generate and input electric energy
into the microelectricity grid, and supercapacitors are used
to smooth the power fluctuations of the tie-line of the
microgrid. The micro gas turbines input electric energy to
the microelectricity network by burning natural gas and
recycle the waste thermal energy through the absorption
heat engine to generate heat and input it to the microthermal
network, so as to realize the cogeneration of heat and power.
Based on electric-thermal conversion technology, the heat
pumps can convert low-quality thermal energy in the en-
vironment into high-quality thermal energy, in which part of
electric energy is consumed by the heat exchanger and
compressor and thermal energy are output to microthermal
network. The electric energy and thermal energy are finally
transmitted to the community to meet the demand for
electric power and thermal energy on the user side. The
power flow and heat flow are marked with green and red in
Figure 1, respectively.

Py tine (£) = Pgyp (t) + Pyp (t) + Py (8)

(1)
= Piing () = Ppy () = Pyp ().

The electric power balance equation of community
microgrid at time t is described in equation (1), where
Piieine(t) is defined as real-time power of tie-line at time
t, and the value of energy flowing into the microgrid is
positive and negative otherwise. Py.(t) represents the
charging/discharging power of the supercapacitors at
time ¢ and is positive with charging and negative with
discharging. Pyina(t) and Py, (t) denote the output of wind
power and photovoltaic at time ¢, respectively. Py;r(f) and
Pyp(t) represent the power of micro gas turbines and heat
pumps at time t, respectively. Pgy (f) represents the load
demand of the community at time

Qrp, (t) = Qup () + Qur (t). (2)

The heat power balance equation is described in equation
(2), where Qr(#) represents heat demand power of users at
time ¢ in the microgrid and Qup(f) and Qur(#) denote the
heat power of heat pumps and micro gas turbines at time ¢,
respectively.

3. Modeling of Virtual Energy Storage

The air conditioning load is assumed as the heat demand in
the microgrid. Since the user’s demand for temperature is
adjustable, the heat pumps and micro gas turbines can
change heat demand to participate in the power smoothing
of tie-line, which is similar to the charging/discharging
characteristics of the energy storage system. Therefore, heat
pumps and micro gas turbines can form a virtual storage
system. The output can be adjusted to smooth power
fluctuations of tie-line and ensure that the room temperature
is reasonable.
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FIGURE 1: Energy flow in community microgrid combined with heat and power system.

3.1. Micro Gas Turbine. Under the condition of CHP co-
generation, the electric power and heat power of the micro
gas turbine are shown as follows:

PMT (t) = Pgas (t) X v
Qurr (8) = Yumr X et X Prr () X COPyr,

(3)

where Pyr(t) and Qyr(f) represent the electric power and
heat power of the micro gas turbine at time t, respectively;
Pgs(t) denotes the gas power injected into the micro gas
turbine at time #; myr represents the power generation ef-
ficiency of the micro gas turbine; yyrrand #eq represent the
cogeneration ratio and heat transfer efficiency of the micro
gas turbine; and, COPyr is the heating energy efficiency
coeflicient of the micro gas turbine.

3.2. Heat Pump. 'The heat pump can convert low-grade heat

energy into high-grade heat energy by consuming a small

amount of electric energy. The real-time power consumption

of the heat pump changes correspondingly with the working
fluid flow:

COPypp = @,

Pyp

(4)
Qup (£) = Cyp X pp X v (£) X ATyp,
where COPyp is the heating energy efficiency coeflicient of

heat pump, Cyp and pyp represent the specific heat and
density of heat pump working fluid, v (t) denotes the flow of

heat pump working fluid at time f, and ATyp is the tem-
perature difference before and after one working cycle.

3.3. Super-capacitor. The state of charge (SOC) of the
supercapacitors can be described as follows:
Py (t
SOCqc (t) = SOCq (t — 1) + L(),
Egc (5)

SOCse min < SOCq (1) <SOCse maxs

where SOCsc(t) represents the SOC of supercapacitors at
time t, Egc is the capacity of the supercapacitors, and
SOCsc_max and SOCsc min are the upper limit and lower
limit of the SOC of supercapacitors, respectively.

3.4. Virtual Energy Storage. Based on the laws of thermo-
dynamics [29, 30], the heat balance equation of the virtual
energy storage system can be described as

d dT .

difszCxVx%Ide, (6)
where Q represents the indoor heat, p and C are the air
density and specific heat capacity of air, respectively; and V
and Tj,gqge represent the indoor air capacity and the indoor
temperature, respectively.

Heat pumps and micro gas turbines provide heat to
users, and the indoor heat is also related to heat transfer and
heat radiation caused by indoor and outdoor temperature
differences. Equation (6) can be furtherly expressed as



ATy
C V mside
p XL X X —dt

= Qup (1) + Qur (1) + () X Syyindow X K (7)
+ (kwall X Swall + kwindow X Swindow)

X [Toutside (t) - Tinside (t)] >

where k. and kyindow are heat transfer coefficients of wall
and window [29], respectively; Syan and Syindow are the area
of wall and window, respectively; I(f) represents the solar
radiation power at time f#; k¢ is the radiation coeflicient,
which is related to the glass material [1].

Suppose only a single type of heating equipment (e.g.,
heat pump) is applied to participate in smoothing power
fluctuations. In that case, the tie-line’s instantaneous power
change will directly affect the heating equipment’s heat
power, causing the room temperature’s instability on the
user side. This control mode is accessible, but the control
effect is not satisfying. Nevertheless, the cogeneration
system in this paper includes two types of equipment, heat
pumps and micro gas turbines. When the power fluctua-
tions of the tie-line are positive, the heat pumps can un-
dertake parts of the fluctuations component by increasing
the compressor’s power, and the rise of heat production
causes the increase in room temperature on the user side.
Simultaneously, the micro gas turbines can bear another
part of power fluctuations by reducing natural gas injection
power, and the drop in heat production can cause room
temperature reduction (the analysis of tie-line power
fluctuation being negative is similar). Through coordinated
control of heat pumps and micro gas turbines, the range of
room temperature variation on the user side is smaller and
the effect of temperature control can be greatly enhanced.
As a result, compared with a single type of heating
equipment, the virtual energy storage composed of heat
pumps and micro gas turbines has higher control flexibility
and heating stability.

4. Determination of Target Power of
Microgrid Tie-Line

The microgrid energy control centre comprehensively
considers the real-time power of renewable energy, user
load, and the state of supercapacitors and virtual energy
storage and then determines the target power of the tie-line.

State indexes of virtual energy storage and super-
capacitors are introduced to measure the ability of
smoothing fluctuating power of the tie-line:

[Tinside (t) B TinsideO] X2
T -T ’

inside_min

Sr(t) =
inside_max

(8)
[SOCqc (1) — SOCgp] % 2

S()CSC_ max SOCSC_ min ’

Ssc (t) =
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where St(f) and Ssc(t) represent the state indexes of virtual
energy storage and supercapacitors, respectively. Tingde max and
Tinside-min are the upper and lower limit of room temperature;
Tinsideo 1s the target reference value of room temperature, and
the value is specified as (Tiside-max + Tinside-min)/2 in this paper.
Similarly, SOCgcy represents the target reference value of the
supercapacitorss SOC and the value 1is set as
(SOCsc_max + SOCsc_min)/2. It can be seen that the value range
of both the virtual energy storage state index and the super-
capacitors state index is [-1, 1]. When the value is close to 1, the
energy release characteristic is strong, but the energy ab-
sorption characteristic is very weak. When the value is close to
-1, it indicates that the energy absorption characteristic is
robust, but the energy release characteristic is weak. When the
energy storage state index is close to 0, it means that it has
strong energy charging/discharging characteristics, which can
be used as an ideal index of smoothing tie-line power.

The weighted sliding average filter algorithm is used to
smooth the power fluctuations and determine the tie-line’s
target power. When the state index of virtual energy storage
or supercapacitors is good, it means the capacity of charging/
discharging is relatively strong, and the number of filtering
should be increased correspondingly to improve the
smoothing effect of power fluctuations. When the state index
is poor, the number of filtering shall be decreased to reduce
the smoothing effect of power fluctuations, so as to ensure
that the virtual energy storage and supercapacitors are in an
appropriate state:

N(#) =(2=Ssc (t = 1) x Sp(t = 1)]) X Nippeer -~ (9)

where N(#) is the number of sliding average filtering at time ¢
and Ny, is defined as the base value of sliding average
filtering.

In order to improve the effectiveness of the sliding av-
erage filter algorithm for smoothing the power fluctuations
of the tie-line, a weight factor is introduced to ensure the
algorithm focuses more on the power near time ¢ and
weakens the power influence away from time t. The ex-
pression of the weight factor can be described as follows:

ﬁ(k)zl—lX(l—%), k=1,2,...,N, (10)

where (k) is the weight factor, A is the slope of the weight
factor, and the larger the value is, the more obvious the effect
of weight factor is, that is, more emphasis is placed on the
power of tie-line in the adjacent time t when filtering. In this
paper, A is taken as 0.5. The target power of the tie-line at
time f can be expressed through the sliding average filter
algorithm:

N,
Zk:)i,t:t—NH (k) X Ptie—line (t)

.
Yiei B(k)

Ptie—lineO (t) =

where Py jineo(f) represents the tie-line’s target power at
time t.
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The flowchart of the sliding average filtering algorithm to
determine the tie-line’s target power of the microgrid at time
t is shown in Figure 2.

5. Allocation Strategy of Power Fluctuations of
Microgrid Tie-Line

After determining the tie-lines target power, the difference
between real-time power and the tie-line’s target power is the
power fluctuations of tie-line, which should be smoothed by
heat pumps, micro gas turbines, and supercapacitors. The
power smoothing target of the microgrid tie-line at time ¢ is
shown in the following equation::

Piic tine (6 -P tie—line0 (t)
= Psc (t) + Pyp () = Pyp  (t) = Py (£) + Py (£)
= Py (t) + APyp (t) — APyp (1),
(12)

where Py jineo(t) is the target power of tie-line at time #;
APgp(t) and APyr(t) represent the power component of the
heat pumps and the micro gas turbines participating in
smoothing the power fluctuations of the tie-line at time t,
respectively; and Pyp n(f) and Pyyr n(f) are the rated oper-
ating power of heat pumps and micro gas turbines at time t,
respectively.

Supercapacitors have the fastest power response speed
and can bear high-frequency components of power fluc-
tuations. For the heating equipment in the cogeneration
system, the heat pumps and micro gas turbines have a ca-
pacity margin for smoothing power: the heat pumps have the
slowest power response speed and can bear the low-fre-
quency components in the power fluctuations by regulating
the compressor output [11]. The power response speed of the
micro gas turbines is between the supercapacitors and the
heat pumps, and therefore the micro gas turbines can un-
dertake the intermediate-frequency components of power
fluctuations by regulating the injection power of natural gas.

Firstly, according to the different power response speeds
of heat pumps, micro gas turbines, and supercapacitors, the
corresponding low-pass filtering time constant is deter-
mined and the preoutput components of heat pumps, micro
gas turbines, and supercapacitors can be obtained, respec-
tively. Secondly, considering the output constraints of heat
pumps and micro gas turbines, the SOC of supercapacitors,
and virtual energy storage state, the equipment state map-
ping set is introduced to carry out real-time equipment
correction preoutput.

5.1. Preoutput Calculation Based on Low-Pass Filtering.
The power fluctuations of the tie-line are firstly low-pass
filtered to obtain the preoutput of the heat pump, which is
the low-frequency component. Then, the remaining me-
dium-high frequency power fluctuations are filtered simi-
larly, and the preoutput of micro gas turbines and
supercapacitors can be determined. The expressions of the
preoutput of the heat pumps, micro gas turbines and
supercapacitors are shown in the following equations:

5
v ¥
Input Tjgqe (t- 1) Input SOCSC (¢t - 1)
v v
Calculate ST (¢ - 1) Calculate SSC (¢ - 1)
' +
Determine N (t)
v
Calculate 8 (k), k=1,2,...,N
v
Determine P, ;e (£)
v
Output Ptie—line () — Ptie—lineO ®
End
FIGURe 2: Flowchart of target power smoothing strategy.
APyp of () = LT APyp o (t = 1)
e T N + A =
At
i [Pric-tine (t) = Pie-tineo (1))
(13)
APyir of (B) = e APyir of (E=1)
T R + A
N At
At + At
x [Ptie—line() (1) - Ptie—line () + APHPJef (t)]’
(14)
PSC_ref (t) = Ptie—line (t) - Ptie—lineo (t) - ApHP_ref (t) (15)

+ APMT_ref (t)’

where APyp e, APyt rep and Psc ref are the preoutput of
the heat pumps, micro gas turbines, and supercapacitors,
respectively. Aygp and Ay are the filtering time constant of
heat pumps and micro gas turbines, respectively. At is de-
fined as the system sampling interval.

5.2. Preoutput Correction Based on State Mapping Set.
The above preoutput calculation is based on the power
response characteristics of heat pumps, micro gas turbines,
and supercapacitors, without considering the virtual energy
storage state and the SOC of supercapacitors. The equipment
state mapping set and correction factor are introduced to
modify the preoutput.



Input parameters of the heat pump state mapping set, the
gas turbine state mapping set, and the supercapacitor state
mapping set are shown in the following equations, re-
spectively, and their values are per unit values:

APyp (£ - 1)

) (16)
Pup

Xpp, (1) =
Xypy () = Xy, () = Sp (= 1)
Tinside (t - 1) B TinsideO (17)
(Tinside_max - Tinside_min)/ 2,

APy (£ 1)

. (18)
Py

Xy (8) =
xge,1 (1) = Sgc (t = 1)
| SOCc(t - 1) - SOCqq (19)
(SOCSC_max - SOCSC_min)/Z’

Xsc2 (t) = Ptie—line (t) - Ptie—line (t - 1) (20)

The heat pumps preoutput correction is based on the
heat pumps’ real-time running state and virtual energy
storage state index. When the power fluctuations of the tie-
line are positive, if xyp; (¢) is high, it indicates that the
compressor’s output is weak to increase and strong to de-
crease, so the correction factor should be reduced to avoid
severe overload of the heat pumps; if xp,(f) is close to 1,
that is, the room temperature is close to the allowed upper
limit, at this time the compressor output should be cut down
and the heat power of the heat pumps should be reduced to
avoid room temperature exceeding the allowed upper limit.
When the power fluctuations of the tie-line are negative, if
xup,1 (1) is low, the compressor output reduction capacity is
very weak, and the correction factor should be increased to
avoid a light load of the heat pumps; and if the room
temperature is close to the lower limit, the compressor
output should be increased and the heat power of heat
pumps should be increased to avoid room temperature
exceeding the lower limit.

The micro gas turbines preoutput correction is based on
the virtual energy storage state index and natural gas in-
jection power state. When the power fluctuations are pos-
itive, if xpr (¢) is high and the micro gas turbines have a
strong lowering capacity, it is necessary to reduce the cor-
rection factor to avoid excessive natural gas injection power
and if the virtual energy storage state index xyr; (£) is close
to 1, the heating power of the micro gas turbines should be
reduced to avoid room temperature exceeding the allowed
upper limit. The analysis of negative power fluctuations of
the tie-line is similar.

The preoutput correction of the supercapacitors is based
on the SOC and the power fluctuations of the tie-line. When
the power fluctuations are positive, if xgc;(t) is high, the
correction factor should be reduced accordingly to reduce
the supercapacitors’ output, so as to avoid the SOC ex-
ceeding the allowed upper limit. Considering the
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supercapacitors’ fast power response speed, if the positive
fluctuation rate of the tie-line x5 (f) is large, the correction
factor should be increased correspondingly to increase the
output of the supercapacitors. The analysis of negative power
fluctuations of the tie-line is similar.

Due to the space limit, this paper only presents the heat
pump state mapping set when the power fluctuations of the
tie-line are positive, as shown in Table 1. Input parameters
xgp,1(t) are divided into 5 state intervals, [-0.1, —0.05),
[-0.05, —0.02), [-0.02, 0.02], [-0.02, 0.02], (0.02, 0.05], (0.05,
0.1], and xyp »(¢) are divided into 3 state intervals, [-1, —0.5),
[-0.5,0.5], (0.5, 1], and can therefore map to 15 states. pyp(t)
is defined as the correction factor and Apgp(t) is the vari-
ation of the correction factor of heat pumps at time ¢
compared with that at time ¢ — 1. Each state corresponds to a
specific value of Apyp(t), of which the set of values are {-3,,
=20, —to» 0, o, 210, 340}, and p, represents the unit basis of
the correction factor and is a fixed constant. The expressions
of pyp(t) and APyp(t) are shown in the following equations,
respectively:

pyp (£) = pygp (£ = 1) + Apygp (1), (21)

APyp (£) = [1+ piygp ()] X APyp e (). (22)

Similar to equation (22), the expressions of the corrected
output component of micro gas turbines and supercapacitors
are shown in the following equations, respectively:

APyip (8) = [1+ pipgr (6)] X APy e (8), (23)

Pgc (t) = [1 + psc ()] X Pyc_eg (). (24)

To sum up, the smoothing community microgrid tie-line
power procedure considering the virtual energy storage
technology is shown in Figure 3. The target power of the tie-
line can be determined by the weighted sliding average
filtering algorithm. The preoutput components of heat
pumps, micro gas turbines, and supercapacitors can be
obtained through low-pass filtering, respectively. Consid-
ering the constraints of the equipment and the virtual energy
storage state’s running state, the correction factor is intro-
duced to determine the final output based on the equipment
state mapping set.

6. Case Study

The topology structure of the community microgrid is
shown in Figure 4. The capacity of supercapacitors is
50 kWh, and the charging/discharging limit is 50kW. The
capacity of heat pumps and micro gas turbines is 50 kW and
100 kW, respectively. The target reference value of room
temperature is 22°C. The daily power curve of microgrid
equipment and environment temperature curve are dis-
played in Figures 5 and 6, respectively.

The power fluctuations smoothing results of the com-
munity microgrid are depicted in Figure 7(a). The com-
parison of target power output before and after smoothing is
shown in Table 2. Referring to [31, 32], the day-ahead
regulation reserve price is $15.68/MWh, and the regulation



Mathematical Problems in Engineering 7
TaBLE 1: State mapping set of heat pumps (Pye_jine(f) > 0).

x XHP,2

e (-1, —0.5) (-0.5, 0.5] (0.5, 1]
[-0.1, —0.05) 34, 2 Uy
[-0.05, —0.02) 24 1o 0
[~0.02, 0.02] o 0 —Ho
(0.02, 0.05] 0 —ty ~24,
(0.05, 0.1] —Uy -2y -3,
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FI1GURE 3: Structure of smoothing power fluctuations of the microgrid tie-line.
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TaBLE 2: Target power output before/after smoothing.

Maximum rate of power change

Parameter (kW/min)

Sum of power change rate

Regulation reserve cost per year
(MW/min) (US dollar)

Before 121.93
After 8.34
Percentage decline (%) 86.1

7.83 746.87
1.83 174.55
76.6 76.6

reserve cost per year can be estimated, as shown in Table 2.
After applying the micro gas turbines, heat pumps, and
supercapacitors, the microgrid power output characteristics
is greatly improved. Compared with supercapacitors’ output
characteristics, the heat pumps and micro gas turbines have
a slower response speed and are used to compensate for the
low-frequency and middle-frequency component of target
power fluctuation, respectively. The supercapacitors bear the
high-frequency of power fluctuations after being smoothed
by heat pumps and micro gas turbines.

Comparatively, the target power curve when the micro
gas turbines do not participate is displayed in Figure 7(b).
Under this condition, the heat pumps compensate the low-
frequency fluctuations component, while the super-
capacitors undertake the high-frequency component. It can
be found that the SOC of supercapacitors is very close to the
allowable upper and lower limits of SOC. At this time, the
supercapacitors’ installed capacity should be increased
correspondingly to improve the overall charging/discharg-
ing capacity of the cogeneration system to bear the target
power fluctuation and extend the service life of the super-
capacitors. In addition, by comparing the room temperature
curves in Figures 7(a) and 7(b), it can be seen that the micro
gas turbines can adjust the injection power of natural gas and
correspondingly change the power to bear power fluctua-
tions. Meanwhile, the effect of heat power on room tem-
perature is opposite to that of heat pumps. Therefore, the
range of room temperature variation on the user side is
smaller and the temperature control effect is improved
through the coordinated control of heat pumps and micro
gas turbines.

The power smoothing effect of the community
microgrid tie-line is shown in Figure 8. Based on the sliding
average filtering algorithm, the target power of the tie-line
is determined, and the preoutput of the micro gas turbine
and heat pump is modified according to the state mapping
table. It can be found from Figure 8 that the power
smoothing effect of the tie-line is significantly improved
with the cooperation of supercapacitors, heat pumps, and
micro gas turbines. The more consistent the actual power of
the tie-line is with the target power, the less reserve capacity
the system needs and the better the economic benefit of the
community microgrid is. The case study verifies the cor-
rectness and effectiveness of the power smoothing method

400

200 +

-200

Tie-line power (kW)

-400
0

Time (h)

- -~ Before
== Target
—— After

FIGURE 8: Smoothing effect of the tie-line power.

for community microgrid tie-line with virtual energy
storage.

7. Conclusions

In this paper, a virtual energy storage model is established
considering the heat storage capacity of buildings on the user
side of the community microgrid, and a power smoothing
method of community microgrid tie-line for cogeneration
system is proposed. This method is no longer limited to
single heating equipment, and coordinated control of heat
pumps and micro gas turbines can smooth the power
fluctuations more effectively and ensure the user side room
temperature in a reasonable range. Coordination between
the virtual energy storage and supercapacitors can achieve
deep coupling between electric energy and thermal energy
and reduce electric energy storage equipment’s capacity cost.
The coordination of heat pumps, micro gas turbines, and
supercapacitors can significantly improve the energy control
flexibility of microgrid and the comprehensive utilization
efficiency of electricity, heat, and other energy.

Data Availability

The data used to support the study are available within the
article.
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The main control objective of a DC microgrid with a multibus structure is to stabilize the bus voltage and maintain the power
balance of the whole system. An adaptive droop control strategy for multibus DC microgrid based on consensus algorithm is
proposed. It is based on platform multiagent system, which is realized by network protocol. Under the condition of a
weak communication network, the bus at all levels can realize regional power autonomy through packet consensus
protocol. A hybrid simulation platform composed of Jade, MacSimJX, and Simulink is built to verify the effectiveness of the

control strategy.

1. Introduction

Nowadays, microgrid is one of the most innovative fields in
the power industry. Future microgrid can be used as an
energy balance unit of distribution network and as inde-
pendent power grid to supply community. DC microgrid has
the advantages of less conversion times and simple control
structure at the same time. It is not necessary to track the
phase and frequency of voltage, and the eddy current loss
and reactive power compensation in transmission process
are not required, which is a more ideal solution for a
microgrid system based on new energy generation.

DC bus voltage is the only indicator reflecting the power
balance in DC microgrid [1]. Therefore, the important goal of
DC microgrid control is to balance the input and output
power of the system through the coordinated control of the
whole system, thus maintaining the stability of DC bus
voltage. The energy coordinated control method based on DC
bus signal proposed in reference [2] can only achieve basic
power and energy distribution. The DC Bus Signal (DBS)
control method cannot achieve ideal power distribution
effect because the bus voltage varies with the operating
point, the line impedance is unknown, or the distribution is
inhomogeneous [3]. However, the point-to-multipoint cen-
tralized communication control has strict requirements on

the real time performance of the communication network,
and its structure is not suitable for the DC microgrid system
with microsources and scattered loads. Therefore, the dis-
tributed multiagent (MA) consensus and coordination con-
trol based on sparse communication network and point-to-
point has attracted more and more attention [4]. In 2004,
olfati saber first systematically proposed the theoretical
framework of a multiagent network consensus problem and
gave the basic form of consensus control protocol [5]. Then,
Ren and Beard [5] studied the consensus problem of directed
weighted networks with fixed topology and switched topology
and pointed out that when the system topology contains
directed spanning tree, the system can achieve consistency.
Compared with literature [6], this conclusion is less con-
servative. Then, a lot of research and analysis show that the
performance of the consensus algorithm is closely related to
the connectivity of the network topology. The authors of
[4, 7-10] studied the correlation between the connectivity of
the communication network and the control gain and the
algorithm boundary weight in the microgrid. Among the
studies, literature [4] analyzed the limitations of traditional
noncommunication control, proposed an adaptive droop
control strategy based on discrete consensus, and realized
high-precision load distribution and voltage regulation by
taking the average voltage difference of the whole network as


mailto:xiaowish913@126.com
https://orcid.org/0000-0003-0808-634X
https://orcid.org/0000-0002-9092-0569
https://orcid.org/0000-0003-2143-6121
https://creativecommons.org/licenses/by/4.0/
https://creativecommons.org/licenses/by/4.0/
https://doi.org/10.1155/2021/6634278

the consensus optimization goal. The authors of [7, 8, 11]
studied the application of consensus algorithm in DC
microgrid clusters connected by shared common connection
points (PCC), including the implementation of consensus
algorithm in the average output current of each microgrid
unit and the acquisition of core bus voltage. Literature [9]
obtained the global information of the total injected power of
nodes and the total number of control terminals participating
in optimization, calculated the power and voltage reference
values of the local converter station satisfying the specific
objective function, and realized the global autonomous
decentralized control.

The abovementioned research on DC microgrid con-
sensus is based on a single bus structure, and its optimal
control objective is unique. For the regional DC microgrid
power supply system in island mode, the double-layer bus
structure carries out the high-voltage and low-voltage hi-
erarchical design for the single bus structure, which im-
proves the security and compatibility of low-voltage
equipment power supply [12], which is more practical than
the single bus structure. Reference [13] proposed a coor-
dinated control strategy for the dual bus DC microgrid.
According to the voltage signals of the two buses, the co-
ordinated control strategy and energy management scheme
for each microsource and energy converter between the two
buses were formulated. However, due to its dependence on
the bus voltage signal to judge the working state of the
system, high-precision power distribution could not be
achieved.

Yu et al. first studied the group consensus problem of
distributed multiagent [14] and obtained some conditions
and criteria to ensure the system to achieve group consis-
tency. Through comparative experiments, it was shown that
the information interaction among subsystems in the
multiagent system can accelerate the convergence speed of
the consensus of each subsystem. At the same time, reference
[15] studied the grouping consensus problem of multiagent
based on discrete time. This is of positive significance to the
research on the consensus control of DC microgrid with
multibus structure. On this basis, a group consensus control
strategy based on multibus DC microgrid is proposed in this
paper. Compared with the traditional single bus structure
consensus control strategy, it enhances the system com-
patibility and power allocation optimization ability.

2. Hierarchical Control of a Multibus
DC Microgrid

2.1. The Problems in the Droop Control without Line
Resistance. The Thevenin equivalent model of the double-
bus six-node DC microgrid is shown in Figure 1. The tra-
ditional control equation of resistive droop is as follows [4]:

Uoi = Uref_RdiI i= 1,2,...,n0de, (1)

oi’

where U ;is the output voltage of the converter; U, is the
reference value of the output voltage; I; is the output
current; Ry; is the control coefficient of resistance droop; and
7,4e 15 the total number of nodes. The intermediate energy
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converter is considered as an ideal energy transmission unit,
and it can be seen from equation (1) that to achieve regional
power autonomy of the multibus, the output power of the
converter should be distributed proportionate to its rated
power, and the output voltage and current of each node
should meet the following relation:

Ioi _ Rlinej + Rdj _

= ni—j’
Iy Ryjpei + Ry

i# ], )

where n;_;is the rated power ratio of the converter 7 and j;
Riinei> Riinej is the i and j equivalent line impedance between
the converter, corresponding port, and PCC point; Figure 1
shows the equivalent line impedance between high- and low-
voltage buses. It can be seen that when the impedance of the
line is complex, the fixed resistive droop control coefficient
cannot always meet equation (2), and when the output
power of the microsource increases, the output voltage may
exceed the limit of +5% bus voltage variation.

2.2. Hierarchical Control of Multibus Coordination. The
traditional resistive droop control has inherent contradic-
tion between voltage regulation and load proportion dis-
tribution, so it is necessary to adjust the control parameters
twice, that is, hierarchical control of a DC microgrid.

In this paper, the coordinated layered control of mul-
tibus is divided into two layers, namely, equipment level
control and system level control, as shown in Figure 2,
where, 4;,7; and vpcp» Vpp are the sampling values of the
current and voltage at the terminals of the high- and low-
voltage bus converters. AU,; and AUy, are the difference
between the output voltage state variable of the converter
corresponding to the high- and low-voltage bus and the
average value of the subnet. In order to avoid the circulating
current between nodes in the network and the microsource
can adapt to the load power output, the main goal of sec-
ondary regulation is to monitor the output voltage and
current of each microsource in real time and adjust its
output according to the load capacity of the microsource; at
the same time, the high-voltage and low-voltage DC buses
are each other’s hot standby microsources, and they can
adjust the power of each other under the premise of surplus
capacity making timely supplement.

When adjusting the voltage, the microsource in the
network should be adjusted to the average voltage of the
high- and low-voltage subnetworks synchronously, as
shown in the following equation:

ns

1
AU = Uref - Z Uoiy (3)

nia

where #; is the total number of nodes corresponding to the
subnet.

On this basis, the resistive droop coefficient is changed
by the load capacity of each microsource, and its output
current is distributed proportionally.

When the number of system nodes increases, it becomes
difficult to calculate the target control parameters of qua-
dratic coordination. Compared with centralized control,
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distributed control can share the computing pressure of a
multinode control system. Therefore, the discrete grouping
consensus algorithm is applied in this paper to synchro-
nously calculate the voltage and current control quantities
required by high- and low-voltage DC busbars, and the
correction quantity of the resistance droop coefficient sat-
isfying each microsource is obtained through the infor-
mation interaction within and between networks.

3. Discrete Group Consensus Algorithm

In the multiagent coordination control, in order to ensure
that the target tasks can be distributed and coordinated, the
state of all agents needs to be consistent at all times.
However, under the influence of environment, state, and
even time, the consistent state value of the system will
change accordingly. In addition, when multiple different
tasks are coordinated by multiple agents, different consistent
results will appear, which is the problem of multiagent
grouping consensus algorithm. In reference [14], a first-
order linear multiagent group consensus protocol is for-
mulated based on the assumption of degree balance.
However, due to the strict assumption that the communi-
cation equivalent effect is 0 in internetwork communication,
it is not practical. Reference [15] weakens the assumption

af X ay(x;[k]

vieNy;

a| ) ay(x;lK]

Vi€Ny;

u;[k] =

where a;; is the corresponding element of the system adjacency
matrix; G;; = {1,2,...,nfand G, = {n+ 1L,n+2,...,n+m}
are the node sequence sets contained in the submatrix of the
system Laplacian matrix, which comes from the 2 subsystems
described in the division diagram [17], respectively, and the
corresponding node set is N;; and N,;, respectively. « is the
system control gain; ), €Ngalj(x [k] — x;[k]) (0 = 1,2) rep-
resents the 1nteract1on between nodes in the subsystem;
> NG X [k] (8 = 1,2) represents the combined influence
from other grouped nodes.

For the multiagent network system equation (4), ap-
plying the packet control protocol equation (5), the fol-
lowing equation can be obtained:

- x;[k]) +

- x;[k]) +
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and no longer requires the communication equivalent effect
to be 0, but it needs new node adjacency weights and as-
sumptions, which still has great limitations. Literature [16],
on the basis of its research, formulates a continuous system
grouping consensus protocol that is not limited by the
abovementioned assumptions, but does not consider the
discrete case. Due to the inherent discrete characteristics of
data transmission in agent communication and the asyn-
chronous communication mechanism of the Java Agent
development framework (JADE), the following discrete
packet consensus protocol is considered to be applied in the
implementation of the system.

In the first-order discrete multiagent bipartite network
with n+m agents, n agents and m agents belong to two
different consensus convergence values, and their corre-
sponding nodes belong to two independent system sub-
graphs G; and G,, respectively. The system equation is as
follows [18]:

X lk+ 1] =% [k] +u;[k], i=12,...,n+m, (4)
where x;[k] and u; [k] are, respectively, the state value and
control input of the ith agent at time k. The discrete packet

control protocol applied is as follows:

> ayxlkl|, VijeGp,
ViENy; (5)
> ayx;[kl|, Vi jeGp,
vieNy;
I,—al;, af)
x[k+1] = x[k], (6)
a, I,-al,
i [ A1 (n41) Bre) " P (nam)
a a e a
Ql _ 2(.n+1) 2(.n+2) 2(}:L+m) i
) LAnn+1) Gnn+2) *°° Pn(nem) (7)
[ A1 Fe1)2 * B(nal)n
a a - a
Qz _ (n.+2)1 (n.+2)2 (n.+2)n
L -a(n+m)1 a(n+m)2 e a(n+m)n
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In equation (6), L, and L, are Laplacian matrices cor-
responding to subgraphs G, and G, and I, and I, are the
corresponding dimensional identity matrices. The same
assumptions as in reference [19] are adopted:

Assumption 1: for all nodes i in subgraph G,
Y inaa;; = 0 is satisfied; for all nodes j in subgraph G,,
Y- a;; = 0 is satisfied

Assumption 2: both system subgraphs G, and G, have
directed spanning trees corresponding to them

In the actual control system, the convergence perfor-
mance of the consensus algorithm is an important perfor-
mance index of the control strategy. In the single-objective
consensus discrete control system, the value of the boundary
weight ¢ is determined by the maximum and submaximum
eigenvalues of the Laplacian matrix L of the system, which is
a necessary condition for the fast convergence of the con-
sensus algorithm, as shown in the following equation:

2

RN (A FYRN ()

(8)

For the discrete grouping consensus algorithm shown in
equation (5), the corresponding control gain « determines
whether the system can achieve consistency, as well as fast. It
can be obtained by solving the Linear Matrix Inequality
(LMI) of the error system based on the topological structure
of the system, as shown in the following equations [20]:

T
P (In+m—2 + “F)
1 >02(n+m—2) x (n+m-=2)? (9)
I, ,+aF P

-L, Q
F= ; (10)

Q, -,
where P is a positive definite matrix and has

Pe R(ner— 2)X (n+m-2)

4. Adaptive Droop Control Based on Group
Consensus Algorithm

4.1. The Overall Architecture of the Control Strategy. In this
paper, each unit in the DC microgrid is regarded as an
independent agent. Meanwhile, each subsystem can utilize
the autonomy and inspiration of the MA system itself to
adapt to the control requirements of the decentralized and
complex DC microgrid.

During the execution of the control strategy, each agent
monitors the output voltage and current of its power unit in
real time and collects the information needed by the control.
The high-voltage and low-voltage bus agents interact with
each other in their own network and obtain the secondary

control commands of voltage and current required by each
agent through the group consensus algorithm. At the same
time, the information exchange between bus boundary
nodes can optimize the secondary control performance of
the whole system and initiate energy exchange proposal
when the power of high- and low-voltage buses is unbal-
anced. In addition, the system still has the consistent and
universal “plug and play” feature, which makes adaptive
adjustment when the system topology changes. The
equipment level control is responsible for the autonomous
regulation of voltage and current, which is completed by the
PI controller, as shown in the following equation:

Kic
d :< s * Kpc) (Iref - Ii)’
(11)
Kiv
Iref =< S + va)(Vref - Vi - IiRd)’

where s is the Laplacian operator; d is the PWM duty ratio;
I, is the reference value of current; V. is the voltage
reference value; K. and K. are current PI controller pa-
rameters; K;, and K, are voltage PI controller parameters;
and R; is the control coefficient of resistive droop.
Resistive droop control can lead to better current dis-
tribution and system damping, but fixed resistive droop
coefficient R; cannot bring accurate current distribution.
Therefore, the group consensus algorithm is introduced into
the system level control to adaptively adjust the resistive
droop coeflicient by obtaining the average current of the
whole network and the average voltage difference of the
buses at all levels, so as to realize high-precision load dis-
tribution and voltage regulation of the whole network.

4.2. Consensus Iteration of Network Voltage Restoration.
The control of resistive droop will inevitably bring about the
drop of output voltage of the microsource. Therefore, the
adaptive algorithm should first consider the recovery of
high- and low-voltage bus voltages. This requires the voltage
data of each agent in each subnet to be acquired and pro-
cessed separately by the group consensus algorithm. The
local pressure difference can be obtained from the following
equation:

AU, = U, - U, (12)

Among them, AU, is the local voltage difference of the
microsource and U, is the output voltage of the
microsource.

The local pressure difference is used as the initial value in
the agent and the local pressure difference state variables of



high- and low-voltage buses are updated by the following
equation:

AU, [K] :ocl: Y a;(AUy (k] - AU [K]) + Y a;;AUy K]

Vi€Ny
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, VYiel,

VvieNy;

(13)

AU, [K] =oc|: Y a;(AUy k] - AU [K]) + ) ay AU [k]], Viel,

vi€Ny

After several iterations, the local pressure difference state
variables of each agent will converge to the average local
pressure difference AU, [co] and AU, [co] of the high- and
low-voltage bus, respectively.

4.3. Correction of the Droop Coefficient. Because the rated
power of the microsource is not the same and its ability to
provide external current is also quite different under dif-
ferent working conditions, after obtaining the average
pressure difference of each subnet, the output of each

ViENy,

microsource should be adjusted according to its load ca-
pacity. Equation (14) is used to calculate the per-unit value of
each microsource:

=1, (14)

where I,y is the current rating of the ith microsource.
Similar to voltage consensus iterations, information is ex-
changed through neighbor nodes. According to equation
(15), the current control reference values of high- and low-
voltage bus I . and I} . are calculated:

I; [k :ocl: Y ay(Iylkl = Iy k) + Y ayly, [k]], Vi € Ly,

Vi€Ny;

vi€Ny

Il*_ref [k] = aI: Z aij(lf; [k] - If; [k]) + Z a,‘jlf; [k]], Vi e Ll.

vi€Ny

Also, the resistive droop coefficient R; of the corre-
sponding microsource is updated accordingly:

Uy - U, lk]

R TN

(16)

where R;[k + 1] is the coefficient of resistive droop at the
k+ 1th calculation; U; [k] and I} [k] are the actual output
voltage and output current per-unit value of the corre-
sponding high-low voltage bus microsource during the kth
calculation. I,y is the output current rating of the micro-
source. Uy is the bus voltage rating.

5. Simulation and Analysis

In this paper, a hybrid simulation platform based on JADE,
MacSimJX, and Simulink is established to verify the effec-
tiveness of the proposed control strategy. The structure of
the microgrid is shown in Figure 3. JADE can build a real

v;€Ny;

MA environment in the local area network. It uses the
standard agent communication language ACL (Agent
Communication Language) to realize the interaction of the
contract network between agents [17]. The five microsource
agents are located in two computers in the local area net-
work, and they are interconnected through the TCP/IP
protocol of multiple virtual machine terminals. An island
DC microgrid model containing 3 high-voltage micro-
sources MGH1-MGH3, 2 low-voltage microsources MGL1
and MGL2, and 3 constant power loads is built in Simulink,
and it communicates with JADE through the MacSimJX
interface. Each microsource works in the maximum power
point tracking mode, and the high- and low-voltage bus
voltages are set to 380 V and 48 V, respectively. The system
parameters are shown in Table 1.

5.1. Performance Analysis of Agent Group Consensus
Algorithm. The communication topology of each agent in
Figure 3 is shown in Figure 4. Assuming that the
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TaBLE 1: Parameters of a DC microgrid.

Microsource Line impedance/Q Output voltage/V Output current/A
MGH1 0.2 383 8.55
MGH2 0.3 379 8.43
MGH3 0.4 375 7.91
MGL1 0.2 50 20.35
MGL2 0.5 46 20.06
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High-voltage bus
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High-voltage bus
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Agent4
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F1cure 4: Communication topology structure of agents.
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communication weights are all 1, the Laplacian matrix of
each subnet can be obtained as

0 -1 -1
L,=|0 2 0|
[0 0 1 (17)
1 -1
LZ:_—11

From equations (6), (7), (9), and (10), combined with the
Cone-Complementarity Linearization (CCL) algorithm, the
system control gain « = 0.3917 can be obtained. The con-
vergence characteristics of the consensus algorithm under
different control gains are as shown in Figure 5. It can be
seen from the simulation results that when « deviating from
the optimal solution, the number of iterations of voltage
consensus convergence increases significantly, resulting in a
decrease in algorithm performance. Among them, the «
partial largeness makes the stability of the system worse, and
even the consensus convergence cannot be achieved.

5.2. Load Disturbance Analysis. The high-voltage bus of the
original system of the DC microgrid has a load of 7kW, and
the low-voltage bus has a load of 1 kW. The redundant power

of the system’s high-voltage bus is 2.1 kW during normal
operation. The load disturbance analysis is that the high-
voltage bus suddenly increases the load of 3 KW.

When the sudden load increase is greater than the re-
dundant load capacity of the high-voltage bus, the output
current and voltage of the microsource are as shown in
Figures 6 and 7, respectively. The high- and low-voltage bus
converters work in Boost mode, and the low-voltage bus
energy supplements the high-voltage bus. The system rea-
ches power balance in 0.35s, and the voltage returns to the
rated level.

5.3. Communication Failure Analysis. Intranetwork com-
munication failure conditions have been described in lit-
erature [19]; here, we consider the case of internetwork
communication failures. When the communication link
between the two subnets is disconnected, that is, when both,
as in equation (6), Q; and Q, are zero matrixes, the system
microsource current and voltage are as shown in Figures 8
and 9, respectively. In the absence of boundary node
communication, the proportional distribution of the power
of the high- and low-voltage buses of the system under the
same control gain takes more time; the bus voltage recovery
is also affected by the same effect, and it takes 0.17s to
recover to the rated level.
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6. Conclusions

This paper proposes a distributed collaborative control
strategy for an island DC microgrid based on group con-
sensus, and the conclusions are as follows:

(a) The performance of the grouped discrete consensus
algorithm under the action of different control gains
is quite different, and the CCL algorithm can quickly
and accurately determine the gain value suitable for
the system.

(b) The application of the group discrete consensus
algorithm can make each subsystem achieve their
respective consensus convergence faster and has
positive significance for the correction control of the
secondary current and voltage of the island DC
microgrid with a multibus structure.

(c) The system as a whole and each subnet has the “plug
and play” feature of distributed power. When the
system power changes suddenly, the distributed
power in the group communicates through neighbor
nodes, the distributed power outside the group
communicates through internetwork nodes, and the
power needs in the network are proportionally borne
by its own ability, which improves the adaptability
and reliability of the overall system.
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The classical recursive three-step filter can be used to estimate the state and unknown input when the system is affected by
unknown input, but the recursive three-step filter cannot be applied when the unknown input distribution matrix is not of full
column rank. In order to solve the above problem, this paper proposes two novel filters according to the linear minimum-variance
unbiased estimation criterion. Firstly, while the unknown input distribution matrix in the output equation is not of full column
rank, a novel recursive three-step filter with direct feedthrough was proposed. Then, a novel recursive three-step filter was
developed when the unknown input distribution matrix in the system equation is not of full column rank. Finally, the specific
recursive steps of the corresponding filters are summarized. And the simulation results show that the proposed filters can
effectively estimate the system state and unknown input.

1. Introduction

The traditional Kalman filter [1] and its extension can re-
cursively estimate the state of the linear system with process
noise and measurement noise. The time-domain recursive
filter brings greater convenience for continuously processing
input data, so it can play a more important role in control
theory and engineering. The Kalman filter requires the noise
to be stationary white noise, but this supposition is some-
times not feasible because unknown input may not be white
noise and cannot be measured.

In the fields of environmental monitoring [2] and dis-
turbance suppression [3, 4], the system equation or output
equation contains unknown input owing to environmental
impacts and improper selection of model parameters. In
recent decades, the problem of state estimation with un-
known input has received extensive attention.

For continuous-time systems, the necessary and suffi-
cient conditions for the existence of optimal state filters have
been established [5-7]. Furthermore, the steps to reconstruct
unknown input are also quite complete [8, 9]. For the state
estimation problem of discrete-time systems, an early

solution was to add an unknown input vector to the system
state vector. Then, the Kalman filter was used to estimate the
augmented state. However, the scenarios of using this so-
lution are limited to that the dynamical evolution of un-
known input is known [10, 11]. In order to reduce
computation costs of the augmented state filter, Friedland
[11] proposed the two-stage Kalman filter in which the state
estimation and unknown input estimation are decoupled.
Although this filter has been successfully applied in some
instances, it is still limited to the requirement that the dy-
namic evolution of unknown input is available. When the
unknown input only affects the system equation, Kitanidis
[5] developed an optimal recursive state filter which can
estimate the system state without prior knowledge of the
unknown input. And the stability and convergence condi-
tions of the above filter were raised by Darouach and
Zasadzinski [12]. Further, Darouachet al. [13] extended this
filter. So, the filter is valid when unknown input is directly
feedthrough to the output equation; that is, the unknown
input affects both the system equation and output equation.

Although the above methods can get the estimation
value of the system state, they all ignore obtaining the
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estimation value of unknown input, which is necessary in
some practical applications.

Hsieh [14] established a robust two-stage Kalman filter
(RTSKEF). For systems without direct feedthrough of un-
known input to output, it can give the joint state and un-
known input estimation. But the optimality of the unknown
input estimation has not been proven. Furthermore, Gillijns
and De Moor [15] proposed a recursive three-step filter
(RTSF), which gave a proof that the unknown input esti-
mation is optimal. And the form of the unknown input
estimation obtained by RTSF is consistent with that of
RTSKF. On the other hand, Gillijns and De Moor [16]
extended RTSF so that it is still valid for linear discrete-time
systems with direct feedthrough.

Despite the fact that the above filters can solve the
problem of simultaneously estimating system state and
unknown input, they are based on a precondition: the
distribution matrix of unknown input must be of full col-
umn rank.

For systems with direct feedthrough, if the distribution
matrix of unknown input in output equation is not of full
column rank, Cheng et al. [17] presented an unbiased
minimum-variance state estimation (UMVSE). This method
transforms the output equation by singular value decom-
position of the distribution matrix. Then UMVSE is applied
to address the problem of state estimation for the new
system. However, this method omitted the estimation of
unknown input. Hsieh [18] used an extension of RTSF
(ERTSEF) to estimate the unknown input and state under the
assumption that the distribution matrix is not of full column
rank, but some parameters in ERTSF were obtained by
experience. This paper put forward the novel recursive three-
step filter with direct feedthrough (NRTSF-DF) which can
give estimation value of the state and unknown input under
the same assumption. And compared with ERTSF, the
parameter of NRTSF-DF can be exactly obtained. For sys-
tems without direct feedthrough, the problem of filter design
with unknown input still exists though there are few related
literature studies about it. Similar to NRTSF-DF, the novel
recursive three-step filter (NRTSF) is proposed in this paper.
The novel filters can achieve a simultaneous estimation of
the system state and unknown input under the condition
that the unknown input distribution matrix is not of full
column rank.

In recent years, the research of estimating system state
with unknown input is concentrated on nonlinear systems.
Based on the EKF structure, the filters estimating the state of
the nonlinear system were designed in [19, 20]. Furthermore,
by making some improvements on UKF [21], study [22]
obtained the filter with RTSF form. And the filter can es-
timate the state and unknown input simultaneously.

This paper is organized as follows: in Section 2, the
problem is formulated. Section 3 deals with the design of the
optimal filter for the system with direct feedthrough, and the
specific structure of NRTSF-DF is summarized. Next, the
optimal filter for the system without feedthrough is estab-
lished in Section 4. The structure of NRTSF is also obtained.
Finally, Section 5 demonstrates the effectiveness of the
proposed filters through simulation.
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2. Problem Formulation

Consider the linear discrete-time-varying system:

X = A1 Xy + Gy + Wiy (1)

Vi = Crx + Hydy + vy, (2)

where x; € R" is the state vector, d; € R™ is an unknown
input vector, and y, € R is the measurement. The process
noise wy, € R" and the measurement noise v, € RP are as-
sumed to be mutually uncorrelated, zero-mean, white
random signals with known covariance matrices,
Qi = E[ww!]>0, and R, = E[v;v] >0, respectively. The
time-varying matrices Ay, G, Cy, and H;, are known with an
appropriate dimension. Throughout the paper, the condi-
tions that (A, G;) is observable and that x; is independent
of w;, and v, are satisfied. And the unbiased estimate X, =
E(x,) with P¥ = E[(x, — %) (X, — %,)"] is known.

The optimal filtering problem of the above system is to
obtain the unbiased optimal filtering sequence of un-
known input (ngIO" . .,dk|k} and state {9?0\0, .. .,?ck“(} re-
cursively based on the initial estimate X, the covariance
matrix P§, and the sequence of measurement
{¥0> 1>+ - o> yi}. f H = 0, the system is transformed into a
linear discrete-time-varying system without direct feed-
through of unknown input to output. Then, the corre-
sponding optimal filtering problem is transformed to
obtain the unbiased optimal filtering sequence of un-
known input {doll, . .,dk,”k} and state {’?om’ . .,?c,dk}
under the corresponding conditions.

3. NRTSF-DF

The RTSF proposed by Steven Gilljins in [16] can solve the
state and unknown input estimation problem of linear
system (1)-(2) while rank (H;) = m,k=0,1,.... When the
unknown input distribution matrix in the output equation is
not of full column rank, that is, rank(H}) = r, <m, we
consider a NRTSF-DF design method. The following is the
derivation process.

If rank (H}) = r, <m, perform full rank decomposition:

Hk = Hka) (3)

where H; € R« T, € R, and rank(H,) = rank
(T}y) = ri. The full rank decomposition steps are given in
Appendix.

Defining the virtual unknown input by d; = Ty dy, then
H,d, = H,d,. If the estimation value of d is expressed as
djk> the minimal norm estimation value of unknown input
dy is

G = Tiduo (4)

where T}, is the Moore-Penrose inverse of T'.. Then, original
output equation (2) is rewritten as

yi = Cpxy + Hydy + vy, (5)

where d,, € R’ is the virtual unknown input vector.
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Based on the system state equation (1) and output
equation (5), we consider NRTSF-DF of the form

Xigk-1 = Ap-1Xk-1jk-1 + Gro1Frti-1> (6)
ak|k = Mk(yk - Ckycklk—l)> (7)
Xk = Xige—1 T Ik()’k - Ckycklk—l)’ (8)

where the matrices M, € R™*? and L, € R™? still have to be
determined.

Py 2[R X | = [ A le]l i

with

g Pl = E[ZepeXipl> Pl _E[dkdk] (Pklk) = Pij;
= E[dkxklk]

3.2. Virtual Unknown Input Estimation. In this section, the
estimation of the virtual unknown input d,, is considered.

3.2.1. Unbiased Virtual Unknown Input Estimation.
Defining the innovation y; = y; — C Xy, it follows from
(5) that

Ji = Hedy + e (12)
where e is given by
e = Ck%k\kfl + V. (13)

Owing to unbiased, E[e] =0 and
E[¥y] = HLE[d,]. So, we can obtain an unbiased estimate of
the virtual unknown input d;, from ¥,.

Xklk-1 18

Theorem 1. Suppose Xy, is unbiased; then, (6) and (7)
calculate the unbiased value of d,. if and only if M, satisfies
MH, =1,

Proof. This process is similar to the proof of Theorem 1 in
[16], so it is omitted.

From Theorem 1, rank(H,;) =r; is a necessary and
sufficient condition for an unbiased virtual unknown input
estimator of form (7). The matrix M, = (Hk Hy)” le
corresponding to the least-squares (LS) solution of (12)
satisfies Theorem 1. But from the Gauss—-Markov theorem,
the LS solution is not necessarily minimum-variance as a
result of

Ry 2 E[eyer | = CyPyy Cy + Ry #cl, (14)

where c is a positive real number. O

3.1. Time Update. Let Xj__; and ak_nk_l denote the op-
timal unbiased estimates of x;_; and d;_; given measure-
ment sequence {yg, ¥, ¥k }; then, the time update is

X1 = Ak1Xpo1jk-1 + Gk—ldk—llk—l' )
The error in the estimate X, is given by

Xieo1 = A1 o1t + Geardinr + Wiy
(10)

Xilk-1 = Xk —

where Xy = x; — Xy and dy =dj — d.. Consequently, the
covariance matrix of Xy_; is given by

T
Ak—l

st Q1> (11)
Gy

X xd
Pk—llk—l Pk—llk—l jl

d
Pilikor Proyar

3.2.2. MVU Virtual Unknown Input Estimation. An MVU
estimate of d; is calculated by weighted LS (WLS)
estimation.

Theorem 2. Let Xy;_, be unbiased, and let R and H,R'H,
be nonsingular; then, for

P [— 71_ —~—
M, = (H{Rk lHk> HE, (15)

(4) is the MVU estimator of d,. The variance of the optimal
virtual unknown input estimate is

- 1 \"1
PZ@:(H{Rk‘Hk) : (16)

Proof. This process is similar to the proof of Theorem 2 in
[16], so it is omitted

We use dklk to express the opt1mal virtyal unkngwn
input estimate corresponding to M, and let d, 2d, - A
Then, dk is given by

ﬁk :(I - M;Hk)ak - M;ek = —M;ek. (17)
O

3.3. Measurement Update. In the last step, we use mea-
surement y, to update X;;_;. Using (8) and (12), we find that
Tk = (I = LCi)Fagpe1 — LeHidy = Lvye (18)

Consequently, (8) is unbiased for all d; if and only if L,
contents

Ikﬁk = 0 (19)
Suppose L, satisfy (19), from (18):
x - x T LT p 7T
P = (I = LiCy) Py (I = LiCy)” + LR Ly (20)

So, we can calculate L, by minimizing the trace of (20)
under the unbiasedness constraint of (19).



Theorem 3. L, is given by
L, = Ki(I-HMy), (21)

where K}, = quHCZTQ,;l minimizes the trace of (20) under

the constraint of (19).
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Proof. This process is similar to the proof of Theorem 3 in
[16], so it is omitted.

We use R,’glk to express the state estimate corresponding
to L. From (7) and (21),

X = Xigeor + K (I - HkMZ)(yk - Ckycklk—l) = X1 + KZ()"k = Ci X1 — Ekgklk) (22)

. . %X A ~% ~xT
Then, we consider the expressions of P 2 E[Xp X

= =T
and P,ﬁl’,‘(d 2 E[Xpdy ], where
%Zlkéxk _§;:|k =(I—I2Ck)ik|k71 —I;:Vk. (23)
From (20) and (21), we obtain
* [ 5 — sxd=5T *T
Pkl’,‘( = Pz|k—1 - Kk<Rk - H Py Hy )Kk . (24)
Using (23) and (17), it follows that
wxd T57*T *TT *d
Furthermore, by Ezklk = T,tak“{, we can get
d *d T pxd dx\T = 77 p*d T
Pklk = Tltpklk (T;) PZuc = (Pkﬁc) = _KkaPklk (TZ) .

(28)

3.4. Summary of NRTSF-DF Equations. In order to reflect
NRTSF-DF clearly, summarize it as follows:

3.4.1. Time Update. Based on the unbiased estimates ak_1| -1
and X;_; ., the state estimates and corresponding variance
matrix from the time instant k-1 to k are obtained:

Xio1 = Ak Xncpeer + Geo it

X xd
Py ik-r Proieer ] |:A£_1

szq = [Ak—l Gk—l]
! szllk—l PZ—llk—l

3.4.2. Estimation of Virtual Unknown Input. Calculate the
rank of H;, make full rank decomposition of H;, and cal-
culate the virtual unknown input estimates d,; and cor-
responding variance matrix at time instant k:

5 T
R = CiPyy Cp + Ry

Py [— _17 —_—~—
M, =(H£Rk1Hk) H.R,
-~ (28)
i = Mk()’k - Ckxklk—l)’
- -1
7 Tl
Pklk =<HkRk Hk)

3.4.3. Measurement Update. Calculate the state estimate X
and corresponding variance matrix at time instant k:

T=-1
Ky = Piy Cr Ry s
L = Ky (I - HMy),
Xk = Xiger T Ik(,’Vk - Ck’?klk—l)’
5 _T pd 57 \eT
Pik = Py = Kk(Rk - H Py Hy )Kk’
_ - \T - (29)
3 d = od
P = (Pkﬁc) = —KH Py
i = T;:akua
d d T
Pklk = Tlthlk (TI:) >
d dx\T = pd T
Pk =(Pk|7<) = —KH Py (T)

Also, note that if H, is of full column rank, letting H, =
H, and T =1,,, RTSF is obtained.

4. NRTSF

If H, = 0, systems (1) and (2) are transformed into a linear
discrete-time-varying system without direct feedthrough of
unknown input to output. It can be expressed as

X = A Xy + G diy + wiys (30)

Vie = CeXpe + Vi (31)

The classical filter proposed by Gilljins and De Moor in
[15] can solve the state estimation problem when H,, = 0, but
the application conditions to use this filter are that the
unknown input distribution matrix G,_, in the system
equation must meet rank(G,_;) =m,k=1,2,....

When the unknown input distribution matrix is not of
full column rank, that is, rank(G,_,) = r, <m, then the
classical filter cannot be used. Similar to Section 3, we can
also consider an NRTSF design method. The following is the
NRTSF derivation process.

If rank(Gy_,) =r.<m, perform full  rank
decomposition:

Gy = Gk—lTk—P (32)

where Gy_; € R™",T,_, € R¥™, and

rank (G_,) = rank (T_,) = ry. The full rank decomposition
steps are given in Appendix.
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Defining the virtual unknown input by d_; = Ty_,d;_;,
then Gy_,d;_; = G;_,d_,. Because the unknown input is
estimated with one step delay, the estimation value of d_, is
expressed as Ek,” « and the minimal norm estimation value
of the unknown input d,_, is

dk—llk = TZ—lak—llk’ (33)

where T}_, is the Moore-Penrose inverse of T)_;. Then,
original system equation (30) is rewritten as

X = Ag Xper + Gy diy + Wiy, (34)

where d,_, € R’ is the virtual unknown input vector.
Based on the system state equation (34) and output
equation (31), we consider NRTSF of the form

X1 = Ako1 Xpo1jk-1> (35)
diii = Mk(yk - szck\k-l), (36)
Xk = Xgpr + Ik(yk - Ckycklk—l)> (37)

where the matrices M;. € R"**P and L, € R™? still have to be
determined. Compared with the previous section, the ob-
vious difference is that the second step in NRTSF calculates
the value of virtual unknown input d;_,;, while the previous
filter yields an estimate of virtual unknown input dj.

4.1. Time Update. Let Xj__; express the optimal unbiased

estimates of x;_; given measurement sequence
{¥0» ¥1>- - > Yi_1}; then, the time update is
Xik-1 = A1 Xpe_1jje-1- (38)

Similarly, the covariance matrix of Xy_; is given by
X a X T
Pijor = Akt Pyt Ar + Qs (39)

: X A = =T % 2 >
with Pk|k —E[xk|kxk|k],xk|k =X — xk‘k.

4.2. Virtual Unknown Input Estimation. The derivation idea
in this section is the same as Section 3.2 except that the time
index of unknown input is different.

4.2.1. Unbiased Virtual Unknown Input Estimation.
Defining the innovation 3, £ y; — C;Xy_;, it follows from
(31), (34), and (35) that

5
Vi = CiGiordiy + e (40)

where e, is given by
ex = Cr(ArciFrciir +wier) + v (41)

Due to the fact that X;;_, is unbiased, we can obtain an
unbiased estimate of the virtual unknown input d;_; from

V-

Theorem 4. Suppose X;_y._; is unbiased; then, (35) and (36)
calculate the unbiased value of d._, if and only if M satisfies
MkaGk—l = Irk'

Proof. This process is similar to the proof of Theorem 1, so it
is omitted.

The matrix corresponding to the LS solution of (40)
satisfies Theorem 4. But from the Gauss—-Markov theorem, it
is not necessarily minimum-variance as a result of

D & T T T
Ry 2 E[exe; | = Crl Aot Pyt Ay + Quet )G + Ry
= Ce P Cr + R #cl,
(42)

where ¢ is a positive real number. O

4.2.2. MVU Virtual Unknown Input Estimation. Through
weighted LS estimation, we obtain an MVU estimate of d;_;.

Theorem 5. Let X_,_, be unbiased and let R and F{R;le
be positive definite; then, for

N _— -1 —_
M, =(F{R.'F) FiR, (43)

where F, 2 C,G,_,, (33) is the MVU estimator of d;_,. The
variance of the corresponding input estimate is

d TH-1,\"!
Pk_llk:(FkRk Fk) ) (44)

Proof. This process is similar to the proof of Theorem 2, so it
is omitted. d

4.3. Measurement Update. First, the estimator must satisfy
E[Xy, — x,] = 0, which can be expressed as

E[%pet + Le(Chrar%icr + CuGrydioy + Cuwgey + v = Criper ) = Ak %uet — Gy oy — Wiy | = 0. (45)

Consequently, (37) is unbiased for all possible dj._, if and
only if L, satisfies

Ikckak71 - Gk*l = O (46)

Let L; satisfy (46); then, Py, is given by

X T X T T T T =T
P =(I- chk)(Ak—IPk—l\k—lAk—l + Q) (I -LCy) + LRI,

= LRy Ly, = Py G Ly = LGPy + Prey-
(47)

So, we can calculate L, by minimizing the trace of (47)
under the unbiasedness constraint of (46).



Theorem 6. L, is given by
Ik = Kk + (I - chk)ak—lmk’ (48)

where K, = P;glkflc{Ié,;l minimizes the trace of (47) under
the constraint of (46).

Proof. This process is similar to the proof of Theorem 3, so it
is omitted.

Substituting (48) in (37) yields the equivalent state
update:

Xigk = Xpgo1 + [Kk +(I- chk)ék—lﬁk](yk - Ckiklk—l)'
(49)
Form (47) and (48),
X X 5 = d =T
Py = Piycy — KR Ky + (I - K GGy Pi Gy (1 - K Cp)'
(50)
O

4.4. Summary of NRTSF Equations

4.4.1. Time Update. Based on the unbiased estimates
Xk-1k-1> the state estimates and corresponding variance
matrix from time instant k-1 to k are obtained:

Xik-1 = Apo1 Xk1jk-1>

X X T (51)
Pyt = A1 Py Aror + Qe

4.4.2. Estimation of Virtual Unknown Input. Calculate the
rank of G;_;, make full rank decomposition of G,_;, and
calculate the virtual unknown input estimates H,H‘k and
corresponding variance matrix at time instant k:

R = CkPiikflCi + Ry

Fy = Ckék—l’

M, =(FR,'F) FiR,, (52)
ﬁk—1|k = Mk(yk - Ck&klk—l)’

PZ—llk = (Ffﬁile)_l-

4.4.3. Measurement Update. Calculate the state estimate Xy,
and corresponding variance matrix at time instant k:

Ky = Pﬁchﬁil»
L = Ky + (I - K C) Gy My,
Rk = X + Lk — Cegin )
Pk = Prgr — K R K +(I- chk)ékflpz-ukéz—l (I-KCp)'s
ak—llk = T;—lgk—l\lc

(53)
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5. Example

In this section, we consider the state and unknown input
estimation problem when the system is interfered by d; as
well as zero-mean Gaussian white noise. Specifically, the
estimation problem we consider were given in Du [23]. The
parameters for the linear system are given by

0.5 2 0 0 01
0 021 0 1
A= 0 003 0 1|
0 0 0 07 1
Lo 0 0 0 0.1
10 01
00 0
G=|01 0 |,
00 0
L0 0 0.1]
C=1I,
100 17
000 (54)
H=|010]|
000
L0 00
1 0 005 0]
0 100 03
R=10*x|0 01 0 0|
05 0 0 1 0
L0 030 0 1
10 0 007
01 0500
Q=10"*x|005 1 00|
00 010
[0 0 0 01

The unknown input d, = [d,;d,.ds]" used in this ex-
ample is given in Figure 1.

The results of using NRTSF-DF to estimate the unknown
input are presented in Figure 2. From Figure 2, NERTSF-DF
can estimate the unknown inputs d,;, d5; but has no effect
on d,;. The reason is that the direct feedthrough matrix H; is
not of full column rank and, therefore, there is no infor-
mation about the unknown input d,; in the measurement.

Since the unknown input only affects the first three
elements of the system state, we only plot the true value and
estimated value of the first, second, and third element of state
vector x; in Figure 3. And the estimation errors of x;;, x5,
and x5, are shown in Figure 4. It can be seen from the figure
that the state estimation value can track the true value.
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FIGURE 3: States and their estimations. (a) Estimation of state x;. (b) Estimation of state x,;. (c) Estimation of state xs.
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For the linear system without direct feedthrough of

000
000
unknown input to output, let H=|0 0 0| and
000
000
100
000
G =0 1 0 |; then, the system is transformed into a linear
000
000

discrete system without direct feedthrough.

The results of using NRTSF to estimate the unknown
input are shown in Figure 5. The NRTSF has no effect on d;,
because G;_, is not of full column rank. And there is no
information about the unknown input dj in the system
state. Furthermore, there is no information about the ds; in
measurement.

Figures 6 and 7 show the true value, estimation value,
and the estimation error of the first three elements of the
state vector, respectively. From the figure, NRTSF is
effective.

6. Conclusion

This paper discusses the problem of joint state and unknown
input estimation for linear systems with an unknown input
and proposes two novel filters, respectively, in accordance
with the linear minimum-variance unbiased estimation
criterion. For systems with direct feedthrough, a novel re-
cursive three-step filter with direct feedthrough is proposed.
This filter can solve the problem that the classical recursive
three-step filter cannot be used when the unknown input
distribution matrix is not of full column rank. For the sit-
uation that unknown input only affects system equation and
the distribution matrix is not of full column rank, a novel
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recursive three-step filter is proposed. The simulation results
show that both of the proposed filters can effectively estimate
the unknown input and system state.

Appendix

There is a known matrix H, € R If rank (H) = 1, <m,
then there is ;, order subformula in Hy, and the determinant
of the subformula is nonzero. By swapping rows and col-
umns of the matrix Hy, the subformula is located at the
Hy, Hy,
21 Hayp
equal to the rank of Hy. Since the r; order subblock is
nonsingular, the matrix H, can be expressed as

_ H L
Hy = |:H::|[I H111H12]'

subblock H,, of H; = [ ], while the rank of H is

(A1)

In other words, there are nonsingular matrices
D, € RP*? and F; € R™™ satisfying

H -
D HFy =[H11:|[I A, A,, |- (A.2)

21

And then,

-1 Hl
szDk I:'I

1 o I
][I H111H12]Fk1 = H, T}, (A.3)
1

2

where H; = D;* [ g“
21

nonsingular matrices of rank r,.

] and Ty = [1 FIHI?IIZ]Fil are
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To solve the localization failure problem of terrain-aided navigation (TAN) system of the autonomous underwater vehicle (AUV)
caused by large area of underwater flat terrain in the Arctic, a navigation system with relocation part is constructed to enhance the
robustness of localization. The system uses particle filter to estimate the AUV’s position and reduce the nonlinear noise dis-
turbance, and the prior motion information is added to avoid the mismatching caused by the similar altitude of low-resolution
map. Based on the estimate data and the measured altitude data, the normalized innovation square (NIS) is used to evaluate the
differentiation of terrain sequence, and the differentiation is used as a judgment of whether the AUV is in the switch location. A
simulation experiment is carried out on the 500 m resolution underwater map of the Arctic. The results show that adding the prior
motion information can restrain the divergence of the estimator; NIS can accurately reflect the sharp change of terrain sequence.
After the relocation process, the AUV can still maintain the positioning accuracy within 2 km after running 50 km in the area
including flat and rough terrain. This research solves the problem of localization errors in the Arctic flat terrain in the system level

and provides a solution for the application of underwater navigation in the Arctic.

1. Introduction

The Arctic region has a vast water area and rich natural
resources. However, the ice and snow covered on the surface
of the water have hindered the application of GPS in the
Arctic underwater navigation, reduced the large-scale
navigation ability of underwater vehicles in Arctic waters,
and increased the difficulty of underwater information
collection [1, 2]. In addition, the limited energy carried by
AUV limits the use of high-power navigation equipment.
Although there are many research on the efficient utilization
of batteries and controllers [3-6], low-power navigation
mode is still needed for AUV continuous operating under a
large area of Arctic ice. TAN uses the real-time altitude
information to match the prior DEM (digital elevation map)
and obtains the optimal calculated position through the
optimization estimation method [7-9]. Since it is not

necessary to deploy external auxiliary sensors to obtain
global positioning reference posture, only a prior DEM and a
low-power sensor which obtaining altitude are needed. With
these advantages, TAN technology has been widely used
[10-12].

TAN was first used in cruise missiles and has been widely
used in underwater navigation [13, 14]. The early TAN
system mainly used terrain contour matching (TERCOM)
technology to obtain positioning information through al-
titude dataset matching. TERCOM technology is relatively
mature, but it cannot effectively deal with process noise and
observation noise [15, 16]. Among the three common re-
gression filtering methods, Kalman filter [17, 18], point mass
filter [19, 20], particle Filter (PF) [21, 22], Kalman filter
requires the observation to be Gaussian distribution; it is not
suitable for the application in non-Gaussian parameter
situation. The point mass filter can solve the expression of
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non-Gaussian observations, but it needs to calculate the
whole posterior distribution space, which requires a large
amount of calculation. Compared with point mass filter, the
PF method has less computation and has a resampling
mechanism to maintain the diversity of sampling and can
deal with the ubiquitous nonlinear noise, which has been
widely used [23-27]. Georgios [28] used the PF method to
build the TAN system and carried out a long-range navi-
gation accuracy test in the Southern Ocean. Based on the
DEM with the resolution of 50 m, the positioning accuracy
of TAN is within 200 m in multiple tests when the average
moving distance of AUV is greater than 100 km, which can
meet the needs of accurate positioning of underwater ve-
hicles in a large-range operation.

The DEM of TAN and the underwater altitude detected
by AUV both have noise disturbance, which will affect the
positioning accuracy [29]. In extreme cases, when the noise
disturbance is very large or when the terrain environment
changes, it will lead to the failure of positioning. The
commonly solutionis is to use the hypothesis-test method to
calculate the confidence level of the state estimate HUGIN
AUV uses the chi-square test method to estimate the con-
fidence degree of the system and then makes a trade-oft for
the TAN estimation value [30].

At present, the resolution of the Arctic underwater DEM
is only 500 m [31], and the low-resolution map has a large
error with large noise, which affects the estimation of the
location of AUV [32]. Salavasidis et al. [33] utilize the bi-
linear interpolation method to improve the resolution of the
map, but it cannot eliminate the map noise. In addition,
there are more flat terrain areas in the Arctic terrain, and the
flat terrain with few features reduces the positioning ability
of TAN, which leads to positioning failure. At present, there
are many methods to improve the accuracy in a flat area;
Aringnonsen and Hagen [34] utilize the pockmarks in the
flat terrain as a sign to improve the positioning accuracy.
Enns and Morrell [35] utilize the Viterbi algorithm to
calculate the Bayesian dataset to obtain the most likely
position of the present motion. Shandor and Stephen [36]
adjusting the measurement variance to eliminate the over
matching position and reducing the mismatching in the flat
area. But more generally, in a large area of flat area, the
deviation and matching value of altitude in all directions are
similar.

When an AUV moves from a flat area to a rough terrain
area, a robot kidnapping problem occurs. In the robot
kidnapping problem, timing of triggering relocation is
important [37]. In terrain aided navigation, it is necessary to
accurately determine the switch location of flat terrain and
rough terrain. Variance analysis can be used to distinguish
the planeness of terrain, and the NIS method can produce
more accurate results [38, 39]. Houts et al. [40] used the NIS
window to estimate the confidence of PF filtering results and
judge the change of terrain according to the confidence. The
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results show that the NIS window filtering method can
effectively reduce the impact of noise disturbance and can
accurately positioning the abnormal. By improving the
weight distribution of PF and optimizing the likelihood
function, the robustness of the system can be enhanced and
the influence of flat terrain can be reduced slightly, but the
positioning error caused by large flat terrain still cannot be
solved [41, 42].

To eliminate positioning errors in the TAN system
caused by the large area of flat terrain in the Arctic, this
paper proposes a TAN positioning framework with the
relocation system. The NIS is used to construct the confi-
dence evaluation item to accurately judge the moment when
AUV enters the rough area. Based on the accumulated
navigation data and the sampled altitude data in the flat area,
the relocation function is constructed, and the relocation
process ensures the convergence of the TAN system when it
leaves the flat area and ensures the accuracy of TAN po-
sitioning in a large scale. In addition, in order to solve the
problem of low-resolution map causing low-terrain differ-
entiation in a large area, a priori motion information en-
hancement method is applied to improve the calculation of
weight to improve the accuracy of positioning estimation.

2. PF Position Estimation System

We use PF to estimate the AUV location; the essence is to use
PF to correct the position on the basis of dead reckoning.
This paper focuses on the positioning ability of TAN system
in the horizontal plane. Therefore, the simplified two-di-
mensional AUV kinematic model is constructed as the basis
of dead reckoning. In this paper, the sequential importance
sampling and resampling (SISR) algorithm is selected as the
filter of the TAN system to estimate the position of AUV.

2.1. AUV Kinematics. As shown in Figure 1, it is a 3-DOF
kinematic coordinate system of AUV in the horizontal plane
[43]. [vand w] are the velocity and angular velocity of AUV
relative to the body coordinate, [x, y, and 0] is the pose of
AUV relative to the global coordinate, and |v/wl| is the radius
of rotation of the AUV around its turning center. The ki-
nematic model is shown in equation (1), in which the lower
subscript t represents the moment of motion estimation, and
At is the step interval time.

v v
——sin 0 + —sin (6 + wAt)
w w

X1 Xt
Vet | = Ve | T icose—lsin(9+wAt) - (D
w w
9t+1 et
wAt
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F1GURE 1: Three degrees of freedom of AUV kinematics.

The movement of AUV is mainly affected by two kinds of
disturbance: one is the fluctuation of control input [v, w]
caused by the noise of airborne sensors such as inertial
navigation and depth gauge; the other is caused by external
factors such as ocean current and water density. Therefore,
process noise can be divided into body noise and envi-
ronmental noise, as equations (2) and (3) show, where Zp is
body noise covariance, Y, is external noise covariance, the
superscript A represents the state with noise, N represents
the normal distribution, a;, (i = 1,2, 3,4) is constant coef-
ficient, 02 is variance in x direction, and oi is variance in y
direction.

z=<v>=<v)+ N(0,a,v + a,w’) o
7 w w N(O, av’ +a4w2) ,
Z‘(Q)—(ﬂ V(%) 3)
=)7L )

2.2. Prior Information Enhanced PF(PIEPF) Algorithm

2.2.1. SISR PF Algorithm. In this paper, the widely used SISR
algorithm is used for positioning estimation [44]. There are
many descriptions of SISR algorithm in the research liter-
ature. Here, the logic is briefly summarized. PF uses random
distribution to approximate the probability density function
of the system; by iterative calculation, the minimum variance
estimation of the system state is obtained; PF can solve the
state estimation problem of nonlinear system and is widely
used. The SISR algorithm is shown in Table 1, where x is state
variable, w is particle weights, y is observation measure-
ments, N are the number of particles, the upper subscript i is
the particle index, and the lower subscript k is the time
dimension.where p( y,lxi) is the likelihood function of
observations and can be expressed as

6_1/2 (y};—yk/ay)z,

P(J’k|x§<) = Vs (4)

y

where o, is observation variance.

y

2.2.2. PIEPF. The low-resolution map results in similar
terrain altitude in local area, and only using the observation
value cannot effectively distinguish the difference of parti-
cles, which leads to the divergence of filtering. Combining
the prior information of AUV motion and reasonably
considering the influence of stable Arctic current, the par-
ticle weight including prior motion information is calculated
as formula (4).

0, = W P(yelxg ) p(xelxi ), (5)

where p(x}; | x}'H) is the likelihood function of prior
motion and can be expressed as

i 2
1 e—1/2 (Dlsklox) s

T (©6)

CAE

where Dis}, is the Euclidean distance between each particle
and the prior predicted position.

3. Relocation System

There are a large number of flat terrain areas without
terrain features of the Arctic, which will lead to the di-
vergence of TAN positioning. Although scholars have
proposed a variety of methods to improve the positioning
accuracy in the flat area, the improvement is limited, and
it is not suitable for the Arctic with large flat terrain. In
this paper, a TAN system with relocation item is
designed. The system structure is shown in Figure 2.
When the AUV moves from the flat area to the rough area
and crosses the terrain junction point, the relocation flag
is triggered.

In the process of relocation detection, the key item is to
accurately determine the running area of AUV. However,
the sensor and the prior DEM have large noise. Although the
direct use of the measured altitude for comparative judg-
ment is simple, it cannot eliminate the influence of noise,
which is easy to cause misjudgment and positioning failure.
NIS can evaluate the credibility of the measured values and
reduce noise disturbance. When AUV operates in rough
areas with rich terrain features or flat areas with less terrain
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F1Gure 2: TAN system.

features, the measured values are close to the predicted
values, and the NIS values are smaller. However, when the
AUV enters the rough area from the flat area, the wrong
estimated position will lead to a large difference between the
measured value and the estimated value, resulting in a larger
NIS value. In this paper, the NIS is used to construct a
filtering window to estimate the confidence of observation;
when NIS is greater than the threshold value, it indicates that
the AUV enters the rough terrain from the flat terrain, which
leads to the relocation process.

3.1. PFNIS. Innovation y represents the difference between
the measurements and the expected value as follows:

Vi =Y~ oo (7)

where y is measurements, y is expected value, low subscript
k is the moment, and the expected value is the weighted
average of altitude.

M
b= ) Wk (8)
m=1
where ¥ is the observations of particles and m is particle
index.
Then, the variance of innovation S is
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M
m [ ~m ~m T
Sk =R + Z wg (e — ) O — ) 9)

m=1

where R is observation variance.
The NIS can be expressed as

NIS, = 7; ¢ Fi (10)

Different from variance, NIS is a dimensionless num-
ber, which represents the consistency between the distri-
bution of new observations and the distribution of
observations. The variance of NIS conforms to the chi-
square distribution, so the reliability of the measurements
can be judged. If the NIS value is relatively large, the
measured value does not fall into a reasonable distribution
range, which indicates that there is a big difference between
the measurements and the predicted value. In order to
further reduce the influence of abnormal measurements,
the average value of NIS in a period of time is used as the
evaluation basis,

K
NIS, =— ) NIS, (11)

where L is time length.

3.2. Relocation Range. In order to illustrate the relocation
ability of the TAN system, a simple sampling logic is used to
realize the sampling after relocation. The method is to ac-
cumulate AUV running distance when the NIS value is
credible. When the NIS value exceeds the threshold value, the
accumulated distance is used as the basis of relocation range.
Search for a similar sampling altitude within the relocation
range to realize the sampling in the observation value. The-
logical is as follows:

Step 1: If the NIS value is less than the threshold, the
AUV motion distance Dis is accumulated

Step 2: When the NIS value is abnormal, 1.5-Dis is set as
the resampling radius and the present altitude value
Hmy, is recorded

Step 3: Within the sampling range, num particles are
uniformly distributed

Step 4: Calculating particles altitude Hsi, when the
difference between Hs; and Hmy is within the range of
observation noise, the particle is preserved

After the above steps, resampling particles can be filtered
out. After PF iteration, the particles in the wrong position
will disperse rapidly, and the particles in the correct position
can achieve good tracking.
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4. Simulation

In this paper, simulation is used to verify the effectiveness of
the proposed relocation logic. Based on the Arctic DEM of
500 m resolution, a local area close to Alaska in the United
States is selected for the simulation study. The area contains
rough terrain and flat terrain, which is convenient for
comparative analysis.

4.1. Map Parameters. The map with longitude range (180"
and —168°) and latitude range (75° and 79°) is selected as the
research area, as shown in Figure 3(a). In order to facilitate
the analysis, the latitude and longitude map is transformed
into the Cartesian coordinate system through scale con-
version. The 3D terrain map is shown in Figure 3(b). The
length, width, and height of the converted map are (800, 250,
and —2.1) km, and the origin point of the map corresponds
to longitude -180” and latitude 75°.

In this paper, the bilinear interpolation is used to refine the
map altitude. The bilinear method is shown in the following
equation:

5 =L (- 53+ L) () 00 - )
f(QIZ) f(QZZ)
+ W(x2—x)(y—y1)+W(x—xl)(y—yl),
(12)

where f(-) is the altitude function, [x, y, and Q] is coordinate
points, and the cross combination of [x; and x,] and [y; and
¥,] can form four corner coordinates [Q;1, Q12, Qz1, and Qy,]
around the point to be solved.

4.2. TAN Parameters. The parameter setting of the TAN
system is shown in Table 2. In order to eliminate the distur-
bance of vertical motion, the AUV is set to run at a depth of 0 m,
and in this situation, the observation noise is not a function of
altitude but noise with a standard deviation of 5m. The
numerical value conforms to the characteristics of the
acoustic altimeter. In order to fully explore the perfor-
mance of the system, a current disturbance in Y direction of
0.1 m/s is added.

4.3. Results and Analyses. Figure 4 shows the positioning
results of the TAN system in rough and flat terrain areas,
respectively. The running time of each movement segment is
set as 28 h, the running distance is 50 km, and the movement
direction is 180°. It can be seen that although there is the
current disturbance in Y direction, due to the rich terrain
features, it has a good positioning results in the rough area.
The estimated position calculated by TAN is very close to the
reference path, and the average positioning error is within

1 km. In the flat terrain area, because of the lack of features,
the TAN system cannot be accurately positioning, the
movement path is random, and the positioning error is also
divergent.

Figure 5 shows the comparison of path tracking error
between PIEPF and ordinary PF. It can be seen that the overall
tracking error of PIEPF is small and can effectively track the
path. The PF method accurately tracks a certain distance and
then diverges, which is caused by the similarity altitude of the
low-resolution terrain. PIEPF method can track in the right
direction with the aid of prior motion information.

Figure 6 shows the NIS values of TAN in different
regions. It can be seen that the NIS values in the rough
terrain area and flat terrain area are both within a 98%
confidence interval. In the rough area, because of the ac-
curate positioning, the observed altitude value is close to
the predicted one, so the NIS value is small. In the flat
terrain area, although it cannot be accurately located,
because the altitude of the flat terrain area is close to the
observation value, the difference is small, so the NIS value is
small.

Figure 7 shows the positioning situation of AUV when
moving from the flat area to rough area. When AUV is
running in the flat area, due to lack of recognizable features,
positioning fails, but the NIS value is kept within the credible
range. When the AUV crosses the critical area and moves
into the rough terrain area, there is a big deviation between
the current measured altitude and the prior estimated one,
which causes NIS anomaly. As can be seen from Figure 7(b),
the NIS value increases rapidly and exceeds the trusted
range.

Figure 8 shows the distribution of resampled particles
and subsequent tracking and positioning. As shown in
Figure 8(a), when the NIS value is abnormal, the cumulative
distance of AUV is about 41 km, and the sampling radius is
1.5x41=62km. Within the sampling radius of 62km,
10,000 points are evenly sampled and 369 sampling points
are finally accepted. Among them, 3 points are near the
correct position and converge to the correct trajectory after
PF iteration. Particles in other places diverge rapidly.
Figure 8(b) shows the complete path, AUV loss in flat area,
and when it reaches the rough area, it triggers relocation.
After resampling, the AUV can return to the correct
position.

5. Results

In this paper, we consider the characteristics of flat terrain
and rough terrain in the Arctic region and use the NIS to
trigger relocation, and the positioning failure caused by flat
terrain is solved by relocation. The results show that the
NIS value is sensitive to the area switching, which can
accurately reflect the sharp change of terrain and can be
used as a reliable judgment of the terrain area switching. In
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TaBLE 2: Simulation parameters.
Parameters Value
AUV velocity 0.5m/s
Map resolution 500 m
Running depth 0Om
PF update frequency 1Hz
Current disturbance (0,0.1 m/s)
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TaBLE 2: Continued.

Parameters Value
Body noise (a,,a,,as,a,) (0.1,0.1,0.001,0.1)
Process noise 6m
Measurement noise 5m
Particle numbers 1000
Initial attitude (200 km, 100 km, 180°)(rough area), (500 km, 100 k;r;,ei)SO )(flat area), and (290 km, 85 km, 180°)(flat-rough
NIS threshold THD, 5.41 (98% confidence)
NIS time window L 20
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F1GURE 4: The localization results of TAN system in different terrain area. (a) TAN positioning path (the white path is the reference path, the

red path is the positioning value in the rough area, and the pink path is the positioning value in the flat area). (b) Positioning error in rough
area. (c) Positioning error in flat area.
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FIGURE 6: NIS values in different terrain area. (a) In rough area. (b) In flat area.

The following research will further explore the NIS value
characteristics under the condition of large map interfer-
ence, improve the resampling distribution function, and
improve the performance of the TAN system.

addition, on the basis of the PF framework, adding prior
motion information can effectively avoid the divergence of
filter, and the proposed method can be applied to un-
derwater terrain aided navigation in the Arctic with a
resolution of 500 m.
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A compound control based on active disturbance rejection control (ADRC) scheme and slide mode control (SMC) is proposed to
investigate the attitude tracking problem for a spacecraft with modeling uncertainties, external disturbances, actuator failures, and
actuator saturations simultaneously. A positive term including control input is separated from the system, and then, the active
disturbance rejection concept and the extended state observer (ESO) are applied to deal with the general uncertain item caused by
uncertainties, external disturbances, actuator failures, and actuator saturations. The sliding mode surface is designed to transform
the attitude tracking problem into attitude stabilization problem. In order to deal with the actuator saturations, a saturation degree
coefficient and its corresponding adaptive law are introduced. Compared to other existing references, the proposed scheme does
not need to know the structure or upper bound information of the inertial matrix uncertainties and external disturbances. Finally,
the stability of the closed-loop system is analyzed by using input to state stability theory. Simulation results are given to verify the
effectiveness of the proposed scheme. More importantly, the proposed technique can also be applied to the attitude stabilization of

other aircraft, such as the attitude of unmanned aerial vehicle and helicopter in maritime rescue.

1. Introduction

With the development of space missions, the reliable control
scheme is significantly important for the rigid spacecraft. As
the part of spacecraft systems, attitude control plays an
important role in spacecraft design and has been studied
extensively under various scenarios [1-5]. The reliability of
attitude control determines that the planned missions can be
accomplished successfully or not. It is a significant challenge
to obtain a steady attitude when there exist uncertainties,
external disturbances, actuator failures, or saturations.
However, lots of nonlinear control schemes are applied on
attitude control in much literature. In [3, 4], an extended
state observer sliding mode control (SMC) is proposed for
spacecraft attitude control with inertia uncertainty and
external disturbance. In [4, 5], the adaptive SMC is applied
to attitude stabilization with control constraints. In the
above adaptive SMC scheme, it is assumed that the inertia
matrix and the external disturbance are bounded and satisfy

certain conditions. In [6], two quasi-continuous higher-
order sliding controllers are applied to spacecraft attitude-
tracking. In [7], to alleviate chattering and ensure a smooth
control for actuators by SMC, a second-order sliding mode
controller based on anti-unwinding control method is
proposed for the attitude stabilization of a rigid spacecraft.
In [1], nonlinear Hoo robust controller is proposed for F-16
aircraft with mass and moment inertia uncertainties. To
solve the associated Hamilton-Jacobi partial differential
inequality, a special Lyapunov function with mass and
moment inertia uncertainties is considered. A robust control
law based on the mini-max approach and the inverse op-
timal approach is proposed for the attitude control with
external disturbances [8]. In [9], the inverse optimal feed-
back control based on integrator backstepping is proposed
for rigid spacecraft without considering the disturbances and
uncertainties. The optimal adaptive controller is designed to
achieve attitude tracking for rigid spacecraft [10]. To deal
with the inertia matrix uncertainty and attenuate the
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disturbance, both the adaptive control and the inverse op-
timal control approach are applied. However, the above-
mentioned controls are based on precise analytic structure of
uncertainty to derive online updating algorithms for un-
known but constant parameters in the system.

Actually, the inputs of spacecraft systems are usually
limited, which are known as actuator saturation or input
saturation. In practical systems, input saturation may lead to
instability or unacceptable performance degradation for the
spacecraft’s attitude. To deal with the input saturation, lots of
methods appeared [5, 11-15]. In [11], taking into account
control input saturation, external disturbances, and para-
metric uncertainty, a variable structure control method is
proposed for spacecraft attitude stabilization, which ensures
the fast and accurate response. Thereafter, the continuous
variable structure control approach is presented for attitude
tracking [12]. In [13], two saturated finite-time attitude
controllers based on the homogeneous method are proposed
for rigid spacecraft subject to control input saturation,
without considering the external disturbance and uncer-
tainty. In [14], a saturated attitude control scheme composed
of the quaternion part, the saturated angular velocity part,
and the bounded antidisturbance part was proposed for
spacecraft with bounded disturbances. In [15], two novel
anti-unwinding attitude controllers based on the inverse
optimal approach and unit quaternion are designed for
spacecraft subject to uncertainty and external disturbance.

Note that the abovementioned references concentrate on
the attitude control without actuator fault. In practice, be-
sides the saturation, actuator failures also usually occur in
spacecraft systems. As is known to all, control failures can
lead to performance deterioration, instability, and even
catastrophic accidents. Therefore, it is very important to
design a controller with fault-tolerant capability to improve
the spacecraft system reliability. In order to enhance the
reliability of spacecraft systems, some scholars are focusing
on fault-tolerant attitude control [16-19]. In [20], an
adaptive fault-tolerant control method is proposed for the
spacecraft subjected to two types of faults, without uncer-
tainties and disturbances. In [16], an adaptive backstepping
sliding mode control scheme is designed to achieve attitude
tracking for flexible spacecraft with actuator failures, dis-
turbances, and uncertainties. In [17], an adaptive fault-
tolerant control based on the fuzzy logic system and sliding
mode observers is presented for near-space vehicle without
the bounds of the derivative of the faults. In [18], two in-
tegral-type sliding mode control schemes are used to
compensate actuator faults for spacecraft with external
disturbances.

However, as far as the authors know, few papers focus on
the attitude control for the rigid spacecraft subjected to
uncertainties, disturbances, failures, and actuator saturation
simultaneously. In [2], a nonregression-based indirect ro-
bust approach is presented to achieve attitude tracking when
accounting for uncertainties, disturbances, failures, and
actuator saturation simultaneously. Although the uncer-
tainty is done by its bound, it is assumed that the external
disturbance and the inertia matrix are bounded and satisfy
certain conditions. In [19], a variable structure control is
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developed for attitude stabilization of spacecraft with partial
loss of actuator effectiveness fault and actuators saturation.
Then, the authors proposed an adaptive sliding mode control
for spacecraft subjected to partial loss of actuator effec-
tiveness fault, and the control law is modified to ensure that
the control signal never contains saturation [21]. The neural
network is used to approximate uncertainties and online
updating law to estimate the bound of actuator fault without
any information of the fault. In [22], based on fuzzy logic
and backstepping techniques, a robust adaptive control is
proposed for spacecraft in the presence of uncertainties,
disturbances, actuator failures, and input saturation. Ac-
tually, the spacecraft system with uncertainties, distur-
bances, actuator failures, and actuator saturation
simultaneously is a more complicated uncertain nonlinear
system, whose typical representative is a nonaffine nonlinear
system. In [23-27], the active disturbance rejection tech-
nique presented in [28] is applied to the nonaffine nonlinear
system. Therefore, in this paper, a compound control based
on active disturbance rejection control (ADRC) scheme and
slide mode control (SMC) is designed to achieve attitude
tracking for the spacecraft system. To handle the saturation,
the saturation coefficient is introduced and its adaptive law is
designed. The main contribution of this paper compared to
others is that the proposed scheme can achieve reliability
against inertia matrix uncertainties, external disturbances,
actuators faults, and saturation. Moreover, the actuator
faults that the scheme can deal with by the proposed scheme
include partial effectiveness loss fault, additive fault, and
total fault. The proposed scheme does not depend on the
precise analytic structure of inertia matrix and disturbances,
nor depend on their bounds, which can also be applied in
spacecraft systems with time-varying parameters.

This paper is organized as follows. The spacecraft attitude
tracking problem and some preliminary results are described
in Section 2. The compound control scheme is proposed to
achieve the attitude tracking in Section 3. Several simulation
results are presented in Section 4, and conclusions are drawn
in Section 5.

2. Problem Formulation and Preliminaries

2.1. Attitude Dynamics. The mathematical models of the
rigid spacecraft attitude dynamics are given by [2-4]

J(H)o = -0 T ()w + Fu+ d(f), (1)
1,
=5 (q; +qoLs)w, (2)
do = —ale, 3

where J(t) € R*? is the inertia matrix of the spacecraft
determined by the mass distribution of the spacecraft, and
obviously, it is symmetric positive definite. u € R*? is the
actual control torque generated by thrusters. F € R>! is the
thruster distribution matrix (for a given spacecraft, F is
available and can be adjusted by changing the locations and
directions of the thrusters [3]). d(¢) € R**! is the external
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disturbance. q = [q,; q,] € R* is the unit quaternion vector
representing the spacecraft’s attitude orientation, satisfying
q'q, + g% = 1, where q, = [q1, 92 q5]" and g, are the vector
part and scalar components, respectively. I, € R¥® is the
identity matrix, w = [w,, w,, @;]" € R is the angular ve-
locity of the spacecraft, and w* is a skew symmetric matrix of
w and has the following form:

0 -w; w,

0=l w 0 -w | (4)

Remark 1. J(t) may change or be uncertain over time due to
fuel consumptions or onboard mission; therefore, J(¢)
should be viewed as uncertain item or unknown item so that
it could not be used directly in control design. It is rea-
sonable to assume the invertible J(¢t) in the form
J(t) =], + AJ(t), in which Jyis the nominal inertia matrix
and AJ(t) is the uncertainty. Compared to the above-
mentioned references, both J, and AJ (¢) are unknown here,
which is the most relaxed and simple condition.

Assumption 1. q and w are available in feedback control
design. In practical, angles and angular velocities can be
measured with relative sensors.

Assumption 2. The external disturbances d(t) € R**! are
bounded.
The control objective is to make the aircraft track the
desired attitude dynamics when the thrusters are constrained.
The torques generated by the constrained thrusters can
be described as follows:

u = sat(u,) = [sat(ug), - .-, Sat(”o3)]T>
) P (5)
sat (uy;) = { N |u01| bflmax i=1L...,3
Upae  Otherwise,

where u, is the thruster torque without limitation. The
function sat(-) is used to describe that the control torques
generated by the thrusters are limited. u;,,, indicates the
maximum value of the control torque generated by the
thruster.

According to [5, 29], the saturation function can be
expressed as

u = sat(uy) = ¢(up)uy, (6)
with

¢(uy) = diag[c; (o) - - -» 6 (vgn) >

Himax sign (u;)s |”0i| > Ujmax>
Up;
Gi (“0;‘) =

1, otherwise.

Obviously, the coefficient ¢;(uy;) € (0,1] denotes the
saturation degree of u,.

Similar to [5], the desired attitude motion is supposed to
be generated by

. 1

9av = 5 (‘I;, +qal;) @y, (8)
) 1 7

a0 = _zqduwd’ 9)

where q; = [q,; q40) € R**! is the desired unit quaternion
vector of the spacecraft, satisfying q4 qu, + g%, = 1, where
Qv = (941> 92> 943)" and gy, are the vector part and scalar
component, respectively. w; = [wy, Wz, wg3]" € R* is the
desired angular velocity of the spacecraft. As in [3, 5],
w4 and @, are assumed to be bounded.

The goal of the attitude tracking control is to design the
controller so that the attitude in equations (1)-(3) tracks the
desired attitude in equations (8)-(9), that is, to achieve
q— q; and w — w,. To analyse the attitude tracking
problem, as in [3, 5], we define attitude orientation error

Q = [9;9.0) €R¥ and  angular  velocity error
w, = [W,1, Wy, w,]T € R*! as follows:
Qv = 909y ~ 93090 — G09dv> (10)
T
9e0 = 9490 + G09do> (11)
w, = w - Cwy, (12)

where C = (% - q/,q.,)15 + ZqEquTv - 24,4}, is a rotation
matrix, and note that ||C|| = 1andC = —w}C.

From equations (1)-(12), the attitude orientation error
q, and angular velocity error w, can be derived as follows:

J ()@, = -] ()w + F(uy)u,

(13)
+d(t) +J(t) (w, Coy — Cay),
RN |
q.e _ % [qev ?eo 3 ]we. (14)
-4,

It has been proved that through equations (10)-(12), the
aim of ¢ — q, and w — w,; would be achieved by sta-
bilizing systems (13)-(14) in [29].

In order to stabilize systems (13)-(14), as in [5, 6], the
sliding surface can be selected as follows:

S =w, +Kq,,, (15)

where K = diag[k,, k,,k;] and k; >0 is a positive-designed
constant.

Differentiating equation (15) and then multiplying by
J (t), we can obtain the following:
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. 1
S=)""-wJw +F(uy)u, + d(t) + J (w'Ca, — Cay) + EIK(q:U +q,0l5)w, |- (16)

In Section 3, the control u, will be designed such that
lim,_, S = 0. According to Lemma 2.1 in [5], lim,_, S =
0 can guarantee lim, , w, =0 and lim,_,_q,, =0.

2.2. Input to State Stability

Lemma 1 (see [29]). Consider the systemx = f(t, x,u);
there exists a C' function V: R, x R* — R, so that for all
x € R" and u € R™, it satisfies

Y1 (x) <V (2, %) <y, (Ix]),
(17)
ov. oV

x| 2y (lul) = = -+ = f (6 x,u) < = p3 (Ix),
where y,,y,, and yare class k., functions and y; is a class k
function. Then, the system is input to state stable (ISS), and for
all ty and t such that 0<t;<t, the following is satisfied:

|x(t)|sﬂ(|x(t0)|,t—t0)+y<t5upt|u(T)|>> (18)

0STS

where B(-) is a class kL function and y = y;'y,p is a class k
function.

3. Compound Control for Attitude Tracking

The first case considered here is the spacecraft with only
three thrusters. Actually, there always exist two types of
thruster faults in the practical spacecraft system. Therefore,
partial effectiveness loss fault and additive fault are con-
sidered here. The second case considered is the spacecraft
with more than three thrusters; however, some of it might
experience losing power totally.

3.1. Spacecraft with Only Three Thrusters. As the spacecraft
has only three thrusters, F in equation (1) would be I,. When
partial effectiveness loss fault and additive fault happen, the
attitude dynamics should be described as follows:

J(Ho = -0 Tt +8(t)u+A(t) +d(t), (19)

where 8(t) = diag[),8,,8;]" € R*3; 8, € (0,1] denotes
thruster effectiveness; and when §; =1 denotes that the
thruster works normally, while §; € (0, 1)indicates that the
thruster loses its effectiveness partially. A (t) = diag[A, (¢),
A, (t), Ay (t)] € R¥® indicates the additive fault, and it is
bounded.

Then, the sliding surface dynamics would be described
by

S=T " -0Jo+8H)u+A)+d()+ J(w;Cw, — Ciy) + %]K (@, + Geol3) 0, |- (20)

According to the active disturbance rejection concept in
[23-26], equation (35) could be changed to the following:

S = G + By (up)uy, (21)

where B, € R*® is a nonsingular matrix selected by the
designer and G is the general uncertain item:

G=J'-0Jo+8H)u+A@) +d()+ J(w,Cw; — Caoy) + %]K (a, + Geols)®, | — By (ug)uy. (22)

It contains the unknown inertia matrix, external dis-
turbance, and the uncertainties produced by thruster fault.
To facilitate analysis, B, is chosen as a diagonal matrix.

As in [4, 24-26], in order to deal with G, the extended
state observer (ESO) for equation (21) can be constructed as
follows:
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E=Z, -,

Zy = Zy = B1ge1 (B) + Byg (ug)uy,

Zy = P19 (E),

T

=[E}, By, E;], (23)
|E, " sign (E;)
|E,| " sign (E,) |,
|Es|" sign (E;)
where E = [E,, E,, E;]7 € R*! is the estimation error of the
ESO, Z, € R*! and Z, ¢ R¥! are the observer output, and
By >0, B, >0, and 1/4f% > B, > [|Gllare the observer gains. It
has been proved in [4, 25] that for appropriate values of
B15 B2 ge (), and g, (+), the observer output Z, approaches
G and Z, approaches S.

With the uncertainties G estimated by the ESO, the
sliding control law can be designed as

9a (E)

9o (B) = 0<ay <1,

u = sat(uy),
; s (24)
u, = -B,' [1S + 6sig(S)] - B, ﬁm(n +||ZZ||),

5= pop’ISI (1 +2.]).

with 7 = diag[7,, 75, 73], 7, >0, ¢ = diaglo,,0,,03], 0;>0,
and sig(S)" = [IS,|"sign(S,), . . ., |S;|"sign (S;)]7, r € (0,1),
where p,>0 and >0 are positive constant parameters
chosen by the designer. Z, is the state of ESO equation (23),
which can approach G.

$(0)>0, (25)

Theorem 1. Consider a spacecraft system with partial ef-
fectiveness loss fault and additive fault; meanwhile, the
thrusters are limited, which is stated in equation (19). If
control scheme (24) is implemented, then the control objec-
tives Q — qu and w — w, would be achieved.

Proof. Construct the Lyapunov function as follows:

V, = —s S+ Tn ﬁTﬁ, (26)

where p = p —p ' and p, >0 is a designed constant. In view
of equation (21), its time derivative can be given as follows:

~T~—2X

V= STS+p 7P %P =8"(G+Bys(ug)my) + FIBTA pp.

(27)

Owing to both B, and ¢(u,) being diagonal matrices and
combining with equation (24), equation (27) can be
expressed as follows:

—S(G+<@&&mw+5pﬁ”ﬁ

= =87 (¢ (up)TS + ¢ (ug)asign (S)")

~T~— 2A

3

:_Zgi(uOi)T
i=1

p(n+|2]) < R I

~T~-2
- G (Upy; Si + — .
"S" Z l( 01) pop p P

i=1

3

S - Z Gi (uOi)0i|Si|r+1
i=1

+8'G

As in [30], sinceg; (u; ) € (0,1], then according to the
density property of the real number, there would exist a
constant p satisfying

0<p< min (g (ug;)) < 1. (29)

According to equation (29), it yields

3 3
VS < - P<Z TiSi2 + Z ailSirH)
i=1 i=1

(30)

( " 2") ch(um)s + ~TA 2;5

+87G -
IS

According to equation (25), it is not difficult to note that
p(0) >0 ensures that p is always larger than zero. Therefore,
the following can be further obtained:

3 3

V< —p(Z 7,87 + Zai|s,.|’“> +8'G
i=1 i=1

B /3<’7+"Z2“) ZS + ~TA-2A

IS

3 3
- p<z RS 0i|8i|r+1> +87G - pp(n +[ 2, )11
i1 i=1

(31)

According to equation (25) and p = p +p 'in equation

(31), it yields



Mathematical Problems in Engineering

3 3
Ves ‘p<Zn~sf +Zaz-|sil’”> TG =(5+ 15 V(1 +|Z] IS+~ 2 pop ISl +]Zs])
i=1

i=1

IN

i=1

Po

3 3 3 3
- p<z NS 0,-|Si|r+l> +8'G - 1Sl -||Z, ]ISl < - p(Z TS+ oi|si|’+‘>
i=1 i=1 i=1

(32)

3 3
—nlsl +IsI(IGI -|z,]) < - p<z TSI+ ) 0i|S,~|M> — IS +ISI|G - Z,|
i=1 i=1

IN

Then, |G - Z,|| can be viewed as the disturbance input of
the closed loop system consisting of equations (20), (23), (24),
and (25). When [SI>x(IG-Z,I), with x(IG- Z,l) =
1/pmin;7;|G — Z,|l, equation (32) is smaller than zero.
Therefore, the closed loop system is ISS. Based on Lemma 1, it
is easy to conclude that the estimation error |G — Z, | by ESO
will affect that whether the dynamic of the sliding mode
converges to the sliding surface S =0. According to the
principle of ESO, it is shown that Z, can only converge into a
residual set of G, which means that |G — Z,|| will converge
into a small residual set of zero. That is to say, the dynamic of
the sliding mode will be restricted to the neighborhood of the
sliding surface. Fortunately, this neighborhood can be re-
duced to any small size by selecting the ESO parameters
B1:B2: 9 (), andg,(-) and the controller parameters
7,0, and 7. Furthermore, 7 and ¢ determine the speed of
convergence and the final error. According to equation (24),
the bigger the parameters 7 and o are, the faster the speed
converging to zero and the smaller the approach erroris. O

Remark 2. Obviously, x (IG - Z,||) = 1/pmin;7;|G - Z, | is a
class x., function, so Lyapunov function (26) satisfies
Lemma 1; that is to say, the closed loop system is ISS.

Remark 3. In order to ensure the stability for the dynamic of
the sliding mode and the ability to approach the selected
sliding surface, p(0) and 7; should satisfy p(0)z; > 1. The
reason is that V< - pmin,;[|S|* + ISI* + |G — Z,*/4, and
p is designed as an incremental function.

Remark 4. ™ determines the effectiveness of the active
disturbance rejection. Although ® can be selected as an
arbitrary diagonal matrix, the closer s to the real value, the
better the effect of the active disturbance rejection.

Remark 5. As S crosses the zero, the controller in equation
(24) will be discontinuous, which will result in chattering.
Therefore, the bounded layer should be introduced to
eliminate the chattering. As in [5], equation (24) can be
modified as follows:

3
—p Y aifs{"" = nlisl - pminzISI +ISI|G - Z,]|
i=1

.S
o Plsl+e

u, = —Bal [tS + osig(S)'] - B (17 +||Z2||), (33)
where ¢ > 0 is the bounded layer, and it should be selected to
be small enough.

3.2. Spacecraft with More than Three Thrusters. When the
spacecraft has more than three thrusters, some of which
might suffer from total fault, then the attitude dynamics
would be described as follows [2]:

J(H)i = -0 ] (H)w + FTu + d (¢), (34)

where I = diag[T',,...,I,] € R™" denotes the work status of
the thrusters. I'; = 0 means that the thruster has either totally
failed or been shut down purposely.

Correspondingly, sliding surface dynamics (16) would be
described by

S=)"[~@Jo+ Flu+d(t) + J (0 Cw,; - Cay)
1 (35)
+ E]K (q:v + qeOIS)we]'

1000 ...0
Firstly, we can choose B, as B = {0 100 ... 0] .
0010...0J,
According to the active disturbance rejection concept in
[23-26], equation (35) could be changed to the following:

S = G + Bys(uy)uy, (36)

where G is the total uncertain item, which can be written as
follows:

G=J"'[-@Jo+Flu+d(t) +J (0 Co, - Cay)
(37)
1 X
+ EIK (Qe, + Geols)@, | — Bog (ug)u,.

It contains the unknown inertia matrix, external dis-
turbance, and uncertainties produced by thrusters fault.

And then, it is interesting to find that the sliding dy-
namics can be stabilized with a slight modification to the
above controller, as follows:
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u = sat(u,),
. S (38)
u, = -B; [tS + 6sig(S)'] - Bopm (’7 +||Z2||)’
p=pop’ISI(n +]2.]).  p(0)>0, (39)

where all the control parameters are defined as before. The
stability of the closed loop system can be analyzed by using
the same Lyapunov function. Combining controller (38) and
adaptive law (39), the derivative of the Lyapunov function
can be given as follows:

V, =8"G - S"Byc(uy)B] [1S + asig(S)’]

-S BOC(uO)BOP ||S||( +|lZ2") (40)

1 5
+—p'p *po’ 181 (11 + 25 )).
Po

pin+lzal) §

3 3
== Z Gi (uOi)TiS? - Z Gi (”o;’)ffilsir+1 +8'G- IS|
i-1 i=1

According to equation (39), p is a positive parameter.
Combining equation (29), we can obtain the following:

VSS_pZTiS pZa|S|r+1 G—(
_ﬁ(’7+“Z2")

ISl

Consider |G — Z, || as the disturbance input of the closed
loop system consisting of equations (35), (23), (38), and (39).
When ||S]| = x (IG — Z, ), with y (IG — Z,]) = 1/ pmin, ;|G-
Z,|, equation (43) is less than zero. Therefore, the entire
closed-loop system is ISS for |G — Z,|, and the following
theorem can be established.

Theorem 2. Consider a spacecraft system; meanwhile, the
thrusters are limited, which is stated in equation (34). If
control scheme (38) is implemented, then the control objec-
tives Q — qu and w — w,; would be achieved.

Remark 6. Similar to Remark 5, in order to eliminate the
chattering, equation (38) can be modified as follows:

s
- Boprgrr (1 +12]).

where € > 0 is the bounded layer and it should be selected to
be small enough.

~B] [1S + osig(S)'] (44)

Zc, (u1)S + 7' PISI (7 +[ 25 ).

3
(p+ep") ZS? +pPISI(n +]Z,]) < - p Z 7S;—p Y ailSI™ +ISI(IGH - |2,).
i=1 i=1 i=1

Note that the multiplication of a vector and a diagonal
matrix in equation (40) satisfies the following:

S"Byc(u,) = Ediag(STBO) withS =[¢y,...,6,]- (41)

Then, it is not difficult to calculate the right side of
equation (40) and it can be expressed as

(42)

||s"|| ZU)pzs TSI +|Za]) < —p Yrsi—p S aifs 48

i=1 i=1 (43)

4. Simulation Results

To verify the effect of the scheme proposed above, several
simulations on a spacecraft under various conditions are
conducted. The limit of thrusters is selected as
Ujnax <5 N - m. The initial values for the sgacecraft are se-
lected as q(0) = [0.3,-0.2,-0.3,0.8832]° and w(0)=
[0,0, O]T rad/s . The initial values for the desired unit qua-
ternion is set to q;(0) = [0,0,0, 1]”. The unknown nominal
inertial matrix and its uncertainties are chosen as

20 1.2 0.9
Jo=|12 17 0.4 |kg-m’,
’ (45)
09 14 15
AJ = diag[sin (0.1¢), 2sin (0.2¢), 3sin (0.3¢)] kg - m’,
and the disturbances are selected as

0.1sin (0.1¢)
d(t) = [O.ZSin(O.Zt) N -m
0.3sin (0.3t)




The ESO parameters are designed as f3; = 70,5, = 30
anda; = 0.25. And, the initial states of ESO are set to
Z,(00=2Z,(00=[00 O]T. The parameters of the control
law in equations (24), (25), (38), and (39) are selected as
K =21, 7=50L, ¢ =001, r=0.3, p, =1, # =20, and
€ = 0.1. The initial value for adaptive law is set to p(0) = 0.1.

In order to verify the performance of ESO, the desired
angular velocity is set to a sinusoidal signal, such as w, (t) =
[0.5sin (77/100), 0.5sin (277¢/100) , 0.5sin (371t/100)] rad/s.

4.1. Simulation for Spacecraft with Only Three Thrusters.
In this section, it is assumed that thrusters have partial
effectiveness loss fault and additive fault, such as §;(t) =
0.8 + 0.1sin(t) and A, (t) = 10 + 10sin (¢).

Simulation results are given to show the performance of
control law (24). Figure 1 demonstrates the attitude qua-
ternion tracking error. The attitude quaternion tracking
error curve indicates that the proposed control law achieves
the desired attitude tracking in 5s. The spacecraft has
achieved the desired angular velocity in 5 s from the angular
tracking error curve exhibited in Figure 2. From Figures 1
and 2, the validity of the conclusion of Theorem 1 can be
verified such that control law (24) can make the spacecraft
converge to the desired attitude and angular velocity in spite
of the saturation, uncertainties, and disturbances.

From the sliding surface depicted in Figure 3, it could be
drawn that the dynamic of sliding mode converge into the
neighborhood of the sliding surface S =0 very quickly.
According to equation (15), as S is equal to 0, w, = -Kq,,,
which is exactly reflected in Figures 1 and 2. The control
torques produced by three thrusters are illustrated in Fig-
ure 4. They are limited by u;,,, = 5N - m . The adaptive law
depicted in Figure 5 shows that although the parameter p
cannot converge to a certain constant, its change is very
slow. However, the dynamic of the sliding mode just only
converges into the neighborhood of the sliding surface § = 0
and not converges to S = 0. The performance of ESO is
illustrated in Figure 6, which verifies that the total influence
produced by the absolutely unknown inertial matrix, ex-
ternal disturbance, and actuator fault can be well estimated
via ESO.

4.2. Simulation for Spacecraft with More than Three Thrusters.
In this section, three thrusters with fading fault and the other
three with totally failed fault are assumed, which is depicted
as follows [2]:

I = diag[0.5,0.7,0.7,0,0,0] € R™". (46)

Assume that the six thrusters are distributed as
100020103
F=[{010 06 05 03| (47)
001 0 0204
For the simulation purposes, the system’s initial states,

inertial matrix and its uncertainties, disturbances, and other
parameters are all the same as above.
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FIGURrE 1: Attitude quaternion tracking error.
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FIGURe 2: Angular velocity tracking error.

Figure 7 demonstrates the attitude quaternion tracking
error. The attitude quaternion tracking error curve indicates
that the proposed control law achieves the desired attitude
tracking in 5s. The spacecraft has achieved the desired
angular velocity in 5s from the angular tracking error curve
exhibited in Figure 8. From Figures 7 and 8, the validity of
the conclusion of Theorem 2 could be verified such that
control law (38) can make the spacecraft converge to the
desired attitude and angular velocity in spite of the satu-
ration, uncertainties, and disturbances.

From the sliding surface depicted in Figure 9, it could be
drawn that the dynamic of sliding mode converge into the
neighborhood of the sliding surface S =0 very quickly.
According to equation (15), as S is equal to 0, w, = -Kq,,,
which is exactly reflected in Figures 7 and 8. The control
torques produced by six thrusters are illustrated in Figure 10.
They are limited by u; ,, = 5N-m. From Figure 10, it is
obviously deduced that three thrusters show totally failed
fault which is consistent with equation (46).

Define T = FI'¢(u)u; then, the control torques for
spacecraft are illustrated in Figure 11. It can be seen that the
applied moment for spacecraft does not exceed the upper
limit. The adaptive law depicted in Figure 12 shows that
although the parameter p cannot converge to a certain
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FIGURE 6: Estimation of general uncertainties by ESO.

constant, its change is very slow. However, the dynamic of  inertial matrix, external disturbance, and actuator fault can
sliding mode just only converges into the neighborhood of =~ be well estimated via ESO.

the sliding surface S = 0 and not converges to S = 0. The Based on Figures 1-13, it can be concluded that the
performance of ESO is illustrated in Figure 13, which verifies ~ proposed scheme has achieved a good performance on at-
that the total influence produced by the absolutely unknown  titude tracking by using ADRC and SMC.
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FiGure 13: Estimation of general uncertainties by ESO.

5. Conclusions

In this paper, the attitude tracking problem for a spacecraft
with uncertainties, external disturbances, actuator failures,
and saturations is considered. The developed scheme for
attitude tracking does not need to know the structure or
upper bound information of the inertial matrix uncertainties
and external disturbances. Based on ADR concept, the total
uncertainties are attenuated by ESO, and the parameter
adaptive method is used to deal with the thruster saturation
problem; meanwhile, the sliding mode control law ensures
the attitude tracking effect. Moreover, the proposed method

can be well accommodated for the spacecraft with part of
thrusters with total fault and saturation. Several simulation
results have proved the effect of the proposed method.
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For high-speed rail with high energy consumption, the recovery and utilization of regenerative braking energy is essential to
improve the energy consumption of high-speed rail. As a technical link, the energy bidirectional feed inductively coupled power
transfer (ICPT) system can realize the regenerative braking energy recovery of the contactless traction power supply system.
Furthermore, considering that the braking energy of the high-speed rail is the largest when entering the station during the whole
line operation, the braking section of the station is mainly considered. This paper proposes a preset control method for segmented
power supply of the energy bidirectional feed ICPT system considering regenerative braking energy recovery. By establishing the
steady-state mathematical model of the bidirectional ICPT system, the influence of the internal phase-shift angles ¢; and ¢, and
the external phase-shift angle y on the operating state of the system is analyzed. To realize system synchronization under the
operation of EMUs, a train braking model is established through force analysis, and a power preset controller is designed to realize
the synchronous control of the power flow of the bilateral system. According to the braking process of the train entering the
station, the switching control method of the segment coil under the different conditions of the single train entering the station and
the multitrain entering the station is proposed to ensure the reliability and flexibility of the train power supply. The simulation
results of the 350 kW ICPT system simulation model show that the system can operate stably when the power transmission
simulation is switched, and the transmission efficiency can reach 89%, which proves the feasibility of the control method. Energy-
saving estimates show that a single train can recover about 200-300 kWh of electric energy during single braking. The comparison
with the measured data verifies the accuracy of the modeling in this paper.

1. Introduction

Electrified rail transit system is an important load of the
power system. According to statistics, by the end of 2018,
China’s high-speed railway operation mileage has reached
29000 km, and the total power consumption of the railway in
2018 is up to 71.1 billion kWh, of which high-speed railway
consumes about 40% [1].

Energy-saving operation is the key and difficult point for
the further development of rail transit at present. It is of
great significance to research renewable energy storage in the
field of high-speed railway, heavy-duty railway, long ramp
line, or railway terminal station. As a braking system,

regenerative braking is an effective energy-saving operation
measure. It can reduce the speed by reversing the operation
of the motor. Regenerative braking technology uses the
motor of the train as the generator to convert mechanical
energy into electrical energy and return it to the power grid.
Moreover, according to the analysis of measured data, the
proportion of regenerative energy consumption increases
with the increase of braking initial speed [1]. For high-speed
railway, the recycling of regenerative braking energy is
important to improve the energy consumption of high-
speed railway [2].

In the aspect of high-speed railway traction power
supply, at present, the electric locomotive is mainly driven
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by the catenary, and the excessive meeting of trains will
impact the catenary and onboard electric equipment. In
addition to the impact of extreme weather, the problems of
pantograph wear, spark, and corrosion are also serious. The
contactless power supply adopts the medium-voltage DC
power supply system, which overcomes the problems of the
traditional single-phase AC contact power supply method
such as bow-to-network coupling, negative sequence, ex-
cessive phase separation, contact line galloping, and complex
regenerative braking energy storage and utilization schemes.
According to the principle of electromagnetic induction,
ICPT technology supplies the electric energy to the loco-
motive in a contactless way through the inductive coupling
between coils. Furthermore, the characteristics of the ICPT
system, such as short distance, high power, and high effi-
ciency, determine its good development prospects in the
field of rail transit [3]. When the train is at rest, Professor
Pugi Luca of Italy proposed the innovative application of
radio energy transmission technology in the railway
“Parking” function (power collection under static state) [4].
South Korea has designed an MW level train contactless
real-time current collection system experimental line, and its
system efficiency can reach 82.7% [5]. Professor Seung Beop
Lee’s team improved the existing ferrite energy transmission
module while meeting the system electromagnetic field
strength, magnetic saturation, and induced voltage, opti-
mized the design framework of railway wireless charging
system, saved construction cost [6], and further improved
the construction feasibility of railway contactless traction
power supply system.

For contact traction power supply system regenerative
braking energy recovery, there are three common solutions:
energy consumption, feedback, and recovery. The energy-
consuming structure is simple and easy to realize, but this
solution is not energy-saving. The feedback type is mainly
divided into direct feedback to the power grid and other
trains using the same bridge arm. Although the cost is saved,
the impact on the power grid is large, and the harmonic
problem is serious. Professor Pugi Luca studied the basis of
the existing train model of energy feedback of contact
traction system. Aiming at two trains performing their tasks
in the opposite direction on the same line, considering
feeders and different types of reversible and irreversible
substations, a simple and efficient model was obtained [7].
Besides, a control strategy with feedforward control is in-
troduced into the energy storage system to suppress bus
voltage fluctuations. By introducing a nonlinear interference
observer (NDO), the shortcomings of traditional feedfor-
ward control methods that require remote measurement are
solved [8]. In the recovery scheme, the energy storage device
is used to realize energy storage and dispatching, and peak
and valley reduction can be realized, which is a feasible
scheme [9-14]. For the recycling scheme, some scholars put
forward an energy storage scheme and control strategy of
traction power supply system based on railway power
regulator, which solves the problem of negative sequence
and harmonic current compensation after the energy storage
device is connected to the traction power supply system [15].
Also, a coordinated control strategy is proposed by
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combining the supercapacitor with the railway regulator to
solve the problem of runaway discharge of the super-
capacitor [16]. In the aspect of the battery management
system, some scholars proposed an adaptive square root
Unscented Kalman Filter algorithm based on the second-
order Thevenin equivalent circuit model, which improves
the accuracy of battery state estimation [17]. The inter-
vention of the energy storage system increases the utilization
space of the regenerative braking energy of the train. In the
multitrain operation system considering the ground energy
storage system, the research on the energy-saving operation
of the train has a deeper field and significance. In addition,
the hybrid energy storage system has been widely used
because of its high efliciency. Professor Wang Kai’s team
proposed an improved state of charge (SOC) control energy
allocation strategy for the hybrid energy storage system of
electric vehicles (EV), which improves energy utilization and
reduces the battery aging effect [18].

Research on regenerative braking energy recovery of
contactless traction power supply system is very rare. Be-
sides, the traditional ICPT system can only achieve a one-
way flow of energy and complete one-way traction power
supply and cannot provide a feedback channel for regen-
erative braking energy. Therefore, the ICPT system with
energy bidirectional feed is the key to solve the problem of
contactless traction power supply regenerative braking en-
ergy recovery. Its bidirectional energy feedback character-
istic is first proposed to be used in the practical application
environment of V2G [19], which can solve the danger
brought by plug-in charging and achieve the best energy
scheduling. Based on the application background of rail
transit, the forward transmission mode of bidirectional
ICPT system can realize traction power supply, and the
reverse transmission mode provides a recovery channel for
regenerative braking energy. While the traditional disad-
vantages of contact traction power supply system are solved,
it is convenient to realize the feedback, recovery, and uti-
lization of regenerative braking energy, which provides
strong technical support for the early realization of trans-
portation energy Internet.

At present, the common bidirectional ICPT system
control methods need real-time communication to ensure
the synchronization of the bidirectional system, which
brings great economic and technical problems. In this
regard, Professor Udaya K. Madawala proposed a method to
adjust the power flow direction by detecting the active and
reactive power in the resonance network without real-time
communication and only using a controller at the secondary
side, but the current distortion rate is very high [20]. Chen
Kainan’s team at Tsinghua University has made a com-
prehensive study on the bidirectional ICPT system. In [21],
the efficiency optimization control strategy of the bidirec-
tional ICPT system with multiple degrees of freedom is first
proposed. However, it still needs real-time communication
to achieve synchronization. In [22], a method based on
disturbance and observation is proposed to realize the
synchronization of bilateral control signals. Reference [23]
can realize phase synchronization and maximum efficiency
point tracking independent of real-time wireless
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communication. However, the above control strategies still
need weak wireless communication to identify the mutual
inductance value. Combined with the actual situation of
high-speed rail operation, the communication cost is very
high, which is not suitable for the field of rail transit. In terms
of modeling of induction power transmission system,
Professor Pugi Luca’s team innovatively proposed that the
system model should be equivalent to the lumped me-
chanical model, and then the conventional modal analysis
method used to study the mechanical vibration system was
used to optimize it [24], which provided a new idea for the
modeling of bidirectional ICPT system.

In addition, the high-speed rail runs fast, the traction
power is high, and the power supply process is dynamic, so
the design of the power supply coil should ensure the sta-
bility and efficiency of the system. There are two types of
power supply coil structure in the ICPT system: long rail type
and segmented type. The structure of the long rail coil is
simple, but there are some problems, such as low utilization
rate, large coil impedance, and electromagnetic compati-
bility. The single unit capacity of the segmented coil is small,
which can realize time-sharing segmented power supply and
has higher reliability. Therefore, in practical application, the
segmented coil is more ideal [25-27]. At present, the ICPT
system subsection power supply is mainly based on one-way
power flow to load position detection and coil subsection
control research. For the sake of my knowledge, the energy
bidirectional feed ICPT system has not yet shown a typical
subsection power supply scheme.

Given the above problems, this paper divides the re-
generative braking process of the train according to the
characteristic curve, according to the energy flow rela-
tionship of the braking process, through the onboard
controller responsible for the adjustment of the power flow
size and direction of the converter on the side of the train
and the ground controller responsible for the power
control, provides the switching logic to the ground coil
switching, and obtains a sectionalized power supply line
suitable for the regenerative braking energy recovery of the
high-speed railway cycle power preset switching control
method. Firstly, the energy bidirectional feed ICPT system
with a segmented power supply is introduced, and its
steady-state mathematical model is established. The
relationship between the transmission power and the
phase-shift angle of the converter is analyzed. Secondly, the
three-stage braking model of the train is established by
force analysis. According to the braking model, the power
flow control method is introduced, and the sectional coil
control method for a single train and multitrain operation
is proposed, respectively. Finally, through the establish-
ment of a simulation model in MATLAB/Simulink, the
feasibility of the control method is verified, and the energy-
saving is estimated.

2. Notation

The notation system is composed of three parts: symbols,
parameters, and decision variables. The main purpose of the
system is to help query symbols in equations. The

interpretation of symbols may be repeated in some places in
this paper to achieve better understanding.

Symbols

ICPT: Inductively coupled power transfer
EMU: Electric multiple units.

Parameters

w: The angular frequency of converter

M: The coil mutual inductance

u,: Fourier expansion of primary converter output
voltage

u,: Fourier expansion of secondary converter output
voltage

U,: The fundamental component in the output voltage
of the primary converter

U,: The fundamental component in the output voltage
of the secondary converter

I,: The phasor of current in secondary resonance coil
I,: The output current

y: The phase-shifted phase angle between two-side
converter drive signals

¢1: The internal shifted phase angle between primary
converter drive signals

¢, The internal shifted phase angle between sec-
ondary converter drive signals

Py: The input active power

Q,: The input reactive power

P,: The output active power

Q,: The output reactive power

0p: The power phase angle

P,,: The input power considering loss

P, The output power considering loss

#an: The overall efficiency of bidirectional ICPT system
G: The train gravity

N: The rail supporting force

F,: The train traction

W,: The basic resistance

W} The additional resistance

W, The additional tunnel resistance

W,: The additional curve resistance

W;: The additional ramp resistance

W,: The regenerative braking force

v,: The speed at point 1 by linear interpolation

v,: The speed at point 2 by linear interpolation

Fy: The traction at point 1 by linear interpolation
F,: The traction at point 2 by linear interpolation
fq The traction per unit weight

m: The total train mass

g: The gravitational acceleration

W): The regenerative braking force at point 1 by linear
interpolation

W: The regenerative braking force at point 2 by linear
interpolation

w,: The regenerative braking force per unit weight
w,: The unit basic resistance

v: The real-time train speed

i: The slope of the ramp

w;: The unit ramp additional resistance



R: The curve radius

w,: The unit curve additional resistance

L The length of the train inside the tunnel

w,: The additional resistance per unit tunnel

c: The unit resultant force

a: The train acceleration

u: The high-speed rail slewing weight factor

vy: The initial speed of regenerative braking

vs: The speed in each stage of regenerative braking
sn: The distance of each stage of regenerative braking
o: The initial time of regenerative braking

»: The time of each stage of regenerative braking

n: The comprehensive transmission efficiency of
contact traction system

P,: The regenerative braking power

C,: The train resultant force

Pg: The traction power

P..i: The reference power calculated by power model
Py: The measured power

|Pout| The absolute value of the output power

Q: The total energy can be recovered during regen-
erative braking

P,: The power of each stage of regenerative braking.

~

Decision variables

A: The empirical constant

#c: The transmission efficiency of gearbox

#a: The transmission efficiency of traction motor
nr: The transmission efficiency of inverter

nc: The transmission efficiency of rectifier

nr: The transmission efficiency of automotive
transformer.

3. Energy Bidirectional Feed ICPT System

3.1. System Structure. 'The segmented power supply structure
of the bidirectional ICPT system is shown in Figure 1. The
system is composed of onboard part and ground part. When
the system is in traction mode, the ground part first obtains
35kV direct current from the 110kV AC network side
through the AC/DC link, then obtains the standard 2800 V
direct current for the bidirectional ICPT system through the
PET link, and finally passes through the magnetic coupling
coil transmits energy to the vehicle-mounted part. The
vehicle-mounted part obtains 2800 V direct current and then
supplies energy to the electric motor through the DC/AC
link to realize train traction. When the system is in the
regenerative braking mode, the onboard part of the motor
reverses to become a generator, through the AC/DC link to
obtain the standard 2800V direct current for the bidirec-
tional ICPT system, and then the regenerative braking en-
ergy is fed back to the ground part through the magnetic
coupling coil. The ground part selectively feeds back the
regenerative braking energy to the DC bus through the PET
link or recovers the regenerative braking energy through
energy storage devices such as supercapacitors and batteries.
The segmented coil structure is adopted to meet the demand
for long-distance power supply of high-speed railway and
improve the transmission efficiency.
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FIGURE 1: Schematic diagram of the bidirectional ICPT system
segmented power supply structure.

3.2. Mathematical Model of Bidirectional ICPT System. As
shown in Figure 2, compared to a unidirectional ICPT
system, there are H-bridge converters composed of MOS-
FETs (or IGBTs) and diodes in antiparallel on both sides of
the bidirectional ICPT system to implement the on-demand
conversion process of electrical energy. In the compensation
network part, this paper adopts a dual LCC type composite
resonance compensation structure, which is more robust
than the typical LC series compensation structure. Com-
pared with the LCL compensation structure, the system
power of the LCC structure is higher under the same pa-
rameters. Therefore, the LCC structure is more suitable for
dynamic bidirectional wireless power supply [28]. In Fig-
ure 2, Lpl and Ls1 are the coil self-inductance, Cp15 Cpp, and
Ly, are the primary side resonance compensation capacitors
and inductances, respectively, Cy, Cy, and L, are the
secondary side resonance compensation capacitors and
inductances, and R, and R, the equivalent resistances of
primary and secondary resonant circuits, respectively. u;
and u, are the output voltages of the original secondary
converter, i; and i, are the currents in the primary and
secondary resonance network, and U; and U, are the DC
grid voltage and the train’s equivalent DC power supply
voltage, respectively.

Control methods for power flow can be divided into two
categories. In the first type, the H-bridge converter on one
side works in the inverting state and the controllable
switching devices in the H-bridge converter on the other side
are all turned off, and the diode is used to work in the
rectified state [29], but the work efficiency of this control
strategy is greatly affected by load changes.

Phase-shift control is currently a relatively mature control
method that can be used in dynamic bidirectional wireless
energy transmission systems. When phase-shift control is
used, Figure 3 shows the relationship between the control
signals (S11, S12, Sa1, and S,3) and system variables when the
system is operating in resonance. It can be seen from Figure 3
that ¢, and ¢, are the internal phase-shift angles of the control
signals of the primary and secondary converters and y is the
external shift phase angles between the control signals of the
primary and secondary converters, and the upper and lower
bridge leg switches on and off complementarily with a duty
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FIGURE 2: Topology structure of bidirectional ICPT system.
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cycle of 0.5 in constant frequency. Besides, in the bidirectional
ICPT system, the dead time between drive signals is small and
has a little effect on the power transmission characteristics, so
it is ignored in the following analysis.

The transmission power of the bidirectional ICPT system is
mainly related to the primary and secondary voltages and the
fundamental component of the current. Due to the resonant
operating characteristics, the higher harmonics contribute little
to power transmission. To simplify the analysis, the funda-
mental harmonic approximation method can be used [30]. The
simplified model of the fundamental wave of the bidirectional
ICPT system is shown in Figure 4 [28].

It can be seen from the above figure that the output
voltages u; and u, of the primary and secondary full bridges
are replaced by their fundamental components u, and ,,
which can be obtained by Fourier series expansion:

U, = &Ul sin &40,
s 2
1)
2v2 P2

u, = TUZ sin 74 -7

FiGure 4: Fundamental simplified model of the bidirectional ICPT
systems.

Since the bidirectional ICPT system can be used as a
good filter for the first harmonic at the resonance frequency,
based on the basic harmonic analysis method, when the
bidirectional ICPT system is in resonance, u; and u, can be
expressed as

{ U, = R,I, + joMI,, -
U, = R, + joMI,.

By substituting (2) into (1), the fundamental component
of i, can be derived as

i 2V2R,U, sin (¢,/2)cos y
T n[RR + (0M)]

2v2j(R,U, sin (¢,/2)siny - @MU, sin (¢,/2))
+ 2
n[RPRS + (wM)z]

(3)

To achieve high-efficiency operation of the bidirectional
ICPT system, the value of the out-shifted phase angle y is set
to /2 when the power is transferred in the forward di-
rection, and the value of the out-shifted phase angle y is set
to when the power is transferred in the reverse direction 37/
2 [28]. Therefore, in order to achieve the synchronous
control of the bilateral preset controller and achieve the
expected phase synchronization state, the working state with
y equal to 71/2 or 37/2 is set as the control index of the preset
controller.

By analyzing the output current I, it can be obtained
that the power is affected by the phase-shift angle. From (3),
the relationship between the output current I, and the in-
ternally shifted phase angles ¢, and ¢, and the externally
shifted phase angle y is

- 4V2wMU  sin (¢,/2)sin (¢,/2)siny
: 7*[RR, + (wM)’]

(4)
4V2R U sin’ (¢,/2)

7’ [RR, +(wM)?]

As shown in Figure 5, the maximum value of I, is ob-
tained when y is equal to 7/2 (the minimum value is ob-
tained when v is equal to 37/2); that is, when the phase-shift
angle is 7/2 or 37m/2, the forward or reverse transmission
power is maximum and the transmission efliciency is op-
timal, which verifies the accuracy of the modeling in this

paper.
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FIGURE 5: Relationship between I, and y.

Because the braking model proposed in this paper
corresponds to the real-time power model of the train, the
actual control object is the flow and flow direction of active
power and reactive power. Therefore, according to equations
(2) and (3), the active power and reactive power output by
the system can be expressed as

_ 4V2ZRU;sin’ (¢,/2)
' 7 [RR, + (wM)’]

42 wMU, U, sin (@, /2)sin (¢,/2)sin y
' 7*[RR, + (wM)’]

>

_ 4V2 jwMU, U, sin (¢,/2)sin (¢,/2)cosy
n*[RR, + (wM)?]

Q

(4V2 jRUTsin’ (¢,/2)
| 7’[RR, +(M))]

_4V2ZR,Ussin’ (9,/2) ()
* 7[RR, +(wM)’]

42 wMU, U, sin (¢,/2)sin (¢,/2)sin y
7’ [RR, +(wM)?]

>

Q, = 4+/2 jR U sin’ (9,/2)
P 7[RR,+(wM)]

472 joMU, U, sin(¢,/2)sin (¢,/2)cosy
7’ [RRR, + (wM)*] '
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The power phase angle is defined here to make the
external phase-shift angle y between converters consistent
with the flow direction of output power [20].

P,

— . (6)
VP +Q

When the system is fully tuned, the reactive power can be
ensured to be zero by adjusting the power phase angle 0p to 0
or 7. Therefore, when 0p is 0 or 7, it corresponds to the
maximum value of the forward and reverse transmissions of
the system. Combining the above analysis, it can be con-
cluded that 6p of 0 or 7 corresponds to y of /2 or 37/2.

According to [29], the input and output power of the
primary and secondary sides of the bidirectional ICPT
system should be expressed as (if the switching loss is
considered)

0p = arccos

{ Pin = Pl + Ploss-p’ (7)

Pout = lP2| - Ploss_s‘

To simplify the analysis, the switching loss is ignored.
Thus, the overall work efficiency of the system can be
expressed as follows:

P

out

P.

m

_IPdf, (8)

Mal = P,

Based on the above mathematical analysis of the bidi-
rectional ICPT system, the control method more suitable for
the application background of this paper is to control the
output side (i.e., train side) to work at 0 or 7 power angle 6p,
so as to ensure the high efficiency of the system while
eliminating the communication channel to achieve bilateral
phase synchronization.

4. EMU Brake Model

4.1. EMU Parameters. This article uses CR400BF EMU as an
example for calculation. The specific parameters are shown
in Table 1 [31]. It has the advantages of the good overall
performance of the car body, high safety, and reliability and
is currently the world’s highest speed EMU operating.

Under normal circumstances, EMUs use a combination
of regenerative braking and electropneumatic braking. To
verify the proposed control strategy, this paper assumes a
pure regenerative braking method to analyze the braking
process of the train at the station.

4.2. Force Analysis of EMU. This paper uses a single-particle
train model for analysis, as shown in Figure 6.

Except for gravity G and rail support force N, there are
mainly traction force F,, basic resistance W, additional
resistance W (including additional tunnel resistance W,
curve additional resistance W,, and ramp additional resis-
tance W;), and braking force W, in the direction of train
movement.
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TasLE 1: CR400BF EMU parameters.

EMU parameters Parameter value

Train mass 501t

Train formation 4M4T
Train length 200 m
Top speed 400 km/h
Maximum braking distance 6500 m
Motor power 650 kW
Installed power 10400 kW
Capacity 576

FIGURE 6: Single-particle train model.

The traction force F, of the train is determined by the
traction characteristic curve of the train, which is generally
obtained by the manufacturer or the traction experiment.
The traction force-speed characteristic curve of CR400BF is
shown in Figure 7 [31].

This paper uses linear interpolation to calculate the
value. Assuming that two points (v, F;) and (v,, F,) on the
traction characteristic curve are known and the point (vq, F,)
is a point between v, and v,, then the calculation equation of
point traction is as follows:

(F,-Fy) X(Vq - V1)

F_=F, + . 9
1 ! V=W

Thus, the traction unit weight is as follows:

F,
fq= Mg’ (10)

The calculation method of the train braking force W,
differs depending on the braking method. When regener-
ative braking is used, the value can be calculated by linear
interpolation based on the regenerative braking character-
istic curve. The regenerative braking characteristic curve of
CR400BF is shown in Figure 8 [31].

As above, assuming that two points (v;, W) and (v,, W5)
on the traction characteristic curve are known and the point
(v,, W,) is a point between v, and v,, the equation for
calculating this point is as follows:

(W, =W,) x(v, - Vl)'

Vo=V

W,=W,+ (11)

Therefore, the regenerative braking force per unit weight
is
Wy
=g
In addition, the resistance when the train is running

needs to be considered. The resistance can be divided into
two types: basic resistance W, and additional resistance W/

(12)

w,

300

250

200

Traction (kN)
I
<

100

50

0 50 100 150 200 250 300 350 400
Speed (km/h)

FiGure 7: CR400BF traction characteristic curve.
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FIGUure 8: CR400BF regenerative braking characteristic curve.

The basic resistance mainly comes from the frictional re-
sistance of the axle bearing, the rolling friction between the
wheelset and the rail, the sliding friction between the
wheelset and the rail, the resistance caused by the wheel-rail
impact vibration, and the air resistance. The above reference
factors are too complicated for analysis, so the basic resis-
tance equation is generally derived from experience. The
basic resistance equation of CR400BF is

w, =3.99+0.0127v + 0.001092v°. (13)

The additional resistance is mainly affected by the
slope of the line, the radius of the curve, and the tunnel. It
is based on experience, and the calculation equations of
each model are not much different. The equations are as
follows:

1000W,
w; = —— =,

mg
(14)

w, =

= |

>

w, = 0.00013L,.

Therefore, the resulting unit force ¢ of the train is

c=fo-wi-w - w, - wy —w,. (15)



4.3. Segment Analysis of Braking Process. Referring to the
method of establishing ATP safety braking curve in
IEEE1474.1 [32], this paper combines the onboard ATP
reaction stage and traction cancellation reaction stage in the
traditional five-stage braking process, retains the train in-
ertia stage, combines the braking establishment stage and
braking stage, and finally simplifies it into three-stage
braking process, that is, equipment response and traction
removal stage, train coasting stage, and braking establish-
ment to parking stage.

Stage 1. Equipment response delay and traction re-
moval stage: the ICPT system keeps the energy flow
forward, and the bilateral preparations suspend the
system and remove power.

Stage 2. During the train idle stage, the ICPT system is
suspended.

Stage 3. From the brake establishment to the stop stage,
the ICPT system starts to transmit energy in the reverse
direction, and the two sides start to control the system
with reference to the preset brake model.

According to the typical parameter [32] in IEEE1474.1,
the reference time of each stage can be obtained. The re-
sultant force and the working condition of the ICPT system
are shown in Table 2.

For the purpose of better analyzing the specific estab-
lishment process of the three-stage brake model, the fol-
lowing flowchart analysis is made, as shown in Figure 9. As
shown in the figure, firstly, before the braking model starts to
work, the initial parameters of the train are sampled and the
motion characteristic parameters are extracted, such as
initial speed v, ramp i, curve radius R, and tunnel length L,
and then enter into the calculation of the resultant force and
real-time speed of the braking model in the first stage. When
the time is greater than the set value of the first stage time,
the process is judged to enter the second stage of calculation.
Similar to the first stage, the resultant force and real-time
speed of the second stage are calculated according to the final
calculation results of the first stage. When the time is greater
than the set value of the second stage time, the process is
judged to enter the third stage of operation. In the final
braking stage, the judgment process is finished and the
three-stage braking model is output when the real-time
speed is less than or equal to 0.

Based on the above analysis, a three-stage braking model
is established. Its main purposes are to provide a reliable
reference speed and resultant force for the power model, to
provide a PWM generator with an out-of-phase angle y that
controls the direction of power flow, and to provide
switching logic for coil switching control.

First of all, to obtain the v-s braking curve at each stage,
the relationship between the unit resultant force and the
acceleration needs to be found first. When considering the
EMU rotation weight coefficient (experience value 0.08), the
relationship is

gc 0.00981
a= = C
1000(1 +4)  (L+p)

(16)
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Therefore, the speed of each stage can be expressed as

0.00981
-t (17)

Yo Yo _
36 (1+p)

Ys=36 ¢

The distance of each stage can be expressed as

ty
5, = J v, (18)

ty

It can be known from the above analysis that the brake
model can obtain the real-time speed v, of the train only by
specifying the initial braking speed v, of the train and the
braking distance s, at each stage.

5. Control Strategy

Preset control mainly includes an onboard controller and
ground controller, as shown in Figure 10. Among them, the
onboard controller is mainly responsible for adjusting the
power flow size and direction of the onboard side ICPT
system, and the braking model provides the core reference
for the control strategy. Besides power control, the ground
controller also needs to provide the switching logic of the
grounding coil.

5.1. Power Model. Since the contact train transmission
system includes multiple electric energy conversion pro-
cesses, the equation for the comprehensive transmission
efficiency # of the contact traction system is

N="g- My Nr-Mc-Mr- (19)

According to the measured data, the overall transmission
efficiency of the contact traction system # is generally 0.85.

From this, the regenerative braking power of the train
can be obtained as

1000C,v
p =55y, 20
‘ 3.6 (20)
In addition, the traction power is
1000C, v,
=—". 21
T (21)

5.2. Power Flow Control Method. The braking model works
according to the given initial braking speed v, and the
expected braking distance s. The calculated real-time speed
v, is passed to the power model to obtain the reference power
P..r. After comparing it with the measured power Py, the
error signal is transmitted to the PI. The control module
generates an internally shifted phase angle ¢ for adjusting
the amount of transmitted power and realizes the amount of
power adjustment by the PWM generator. Besides, the
braking model compares the preset reference value of power
phase angle 0p,.¢ with that of real-time power phase angle 6p
and transmits the error to PI controller to obtain the value of
external phase angle y, which is transmitted to PWM
generator to realize the power direction adjustment. The
control block diagram is shown in Figure 11.
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TaBLE 2: Operating conditions of the ICPT system corresponding to the combined forces at each stage.
Unit force ICPT system working condition Time (s)
Stage 1 C=fq—w;—w, —w; —w, Forward transmission 1~4
Stage 2 C=—W; — W, —W; — W, Pause transmission 0.5~1
Stage 3 C=—w; — W, — W, — Wy — W, Reverse transmission Uncertain

| Initial data of actual train operation |

v

| Extract motion feature parameters |

}I
+ Vo, i, R, Ls, etc.

| Calculate the stage 1 resultant force ¢, |

v

| Calculate real-time train speed |

| Calculate the stage 2 resultant force c, |

\ 4

| Calculate real-time train speed |

}+No

| Calculate the stage 3 resultant force c5 |

\ 4
| Calculate real-time train speed ‘

Vs

—r =

No

| Output three-stage braking model ‘

F1GURE 9: Flowchart of brake model construction.

It can be seen from the above that the internal phase-
shift angles ¢, and ¢, of both sides determine the trans-
mission power at the same time. The real-time reference
power calculated according to the power model is compared
with the measured power calculated from the measured
voltage and current, and the error is transmitted to the PI
control module to obtain the real-time internal shift phase
angles ¢, and ¢,. The phase-shift angle y is directly given by
the braking model. The bilateral PWM generator can control
the converter according to the phase-shift angle inside and
out, so as to control the direction of power flow and the
amount of power.

5.3. Coil Switching Control Method. The switching process
of segmented coils can be divided into two parts: transient
and steady state. Because the onboard coils of the high-
speed rail are evenly distributed, they can be regarded as a
whole, so the simplified switching process can be ignored.
If the train coil is considered as a whole, the switching
process of the ground coil can be analyzed based on the
length of the train body and the braking distance.
Therefore, this paper does not analyze the transient
process, only the steady-state process.

Secondly, according to preliminary estimates, during the
three-stage braking process of the high-speed rail pit stop,
regenerative braking energy mainly exists in the third stage,
and the braking distance in the third stage accounts for the
highest proportion, about 70% of the entire braking process
80%. At this time, the overall switching of the ground coil
cannot guarantee the power requirements of the rail transit
and the stability of the output voltage. Therefore, this paper
uses the first two stages to switch the ground coil as a whole
based on the preset braking distance, and the final stage
divides the preset braking distance into four segments for
control.

Table 3 lists the segment coil switch logic.

The schematic diagram of the ground coil switching at
each stage is shown in Figure 12. This segmented switching
coil method can ensure the voltage of the ground coil during
the switching process on the premise of meeting the power
requirements of rail transit, thereby improving the
effectiveness.

The above analysis is based on the switching control
method of the train-mounted and ground coils when the
single-track single train brakes. However, in the actual
operation of the station, there are still multiple trains en-
tering and leaving the station simultaneously. Therefore, in
order to improve the effectiveness of the preset switching
control of the segmented coils and to meet the coordinated
scheduling of regenerative braking energy between the
medium-voltage DC bus and the energy storage device
under multitrain operating conditions, further work has
been done here. This paper analyzes the operating conditions
of two trains with double tracks; with the purpose of col-
laborative regenerative energy scheduling and improving the
feasibility of the preset control proposed, the preset
switching control logic of multitrain segment coils is
obtained.

In this section, the working conditions of A and B trains
in and out of the station are divided into three scenes for
analysis. The specific analysis results are shown in Table 4.

In the valley filling charging scene, both trains are in
regenerative braking conditions and the regenerative
braking power is less than the set value of the trough
transformer bottom charging power. The ground coils of the
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FIGURE 10: System overall control schematic diagram.

FiGure 11: Power flow control block diagram.

A and B train’s tracks are switched according to the preset
switching control strategy of the coil proposed above. The
DC bus and the energy storage device simultaneously re-
cover the train regenerative braking energy.

In the peaking discharge scene, both trains are in re-
generative braking conditions and the regenerative braking
power is greater than the peak-shaving power setting value
of the traction transformer. The ground coil of A’s track is
switched according to the proposed coil preset switching
control strategy. The ground coil of B’s track is closed. B
enters the station by air braking or resistance braking. The
DC bus is disconnected, and the energy storage device re-
covers the regenerative braking energy of the train until the
capacity reaches the set value and charging stops.

In the power divert scene, A is in regenerative braking
mode and B is in traction mode. The ground coil of A’s
track is switched according to the proposed coil preset
switching control strategy. The energy storage device is
suspended, the regenerative braking energy is fed back to
the DC bus, and the regenerative braking power of A is

diverted to B through the DC bus to fill the power required
for starting.

6. Simulation Results

To verify the feasibility of the bidirectional ICPT system
control method and the accuracy of the train braking model,
as shown in Figures 13 and 14, a bidirectional ICPT system
simulation model and a train braking simulation model were
established in MATLAB/Simulink, respectively. See Table 5
for brake model simulation parameters.

For the coil design part, refer to the EMU parameters in
Table 1. The train formation of CR400BF EMU is 4M4T, each
motor train is equipped with four electric motors with a rated
power of 650kW, and the total installed power is 10.4 MW.
Considering that the transmission power of the single-coil ICPT
system is about 350kW (when the rated working voltage is
2800 v), each motor train is equipped with 8 magnetic induction
coupling coils, and every two coils are connected in parallel to
supply power to a motor to ensure the entire train operation.

Therefore, this paper uses a 350 kW bidirectional ICPT
system simulation prototype for verification. The system
simulation parameters are shown in Table 6.

The simulation results are as follows.

Figure 15(a) is the train braking curve obtained by
simulation according to the three preset times and initial
braking speed in Table 5, and then the power curve shown in
Figure 15(b) is obtained by simulation based on this. In the
first stage, the train keeps traction, and the power decreases
gradually with the increase of speed. In the second stage, the
reference power of the train is 0; in the third stage, the train
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TaBLE 3: Segmented coil switching logic.

Stages Ground coil status

Stage 1 The ground coil is turned on as a whole according to the preset distance of stage 1

Stage 2 The ground coil is turned off as a whole based on the preset distance of stage 2

Stage 3 The preset distance of stage 3 is divided into four small sections, and the ground coils are turned on or turned off as a whole based

on the distance of each small section

F1GURE 12: Ground coil switching diagram.

TaBLE 4: The analysis of multitrain scenes.

Type of scene Trains status

Energy storage

Ground coil status Bus side status

device
ValleY filling A and B are in regenerative braking Both train tracks switch normally Energy Charge
charging recovery
Peaking . . . A track switches normally; B track .
discharge A and B are in regenerative braking turns off the coil Disconnect Charge
Power divert As in regenerative braking and Bis in traction Both train tracks switch normally Energy supply Stop

working condition
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FIGURE 14: Simulation diagram of train brake model.

starts to brake, and the system power decreases with the
decrease of the speed, which is consistent with the ICPT
system working condition of each stage analyzed above,
which proves the accuracy of the train braking model.

TaBLE 5: Braking model simulation parameters.

Parameters Value
vo/m/s 83.33
t, (/)]s 2.5/0.8/106

Figure 16 is a waveform diagram of the primary and
secondary currents i; and i, and the primary and secondary
voltages u; and u, when the ICPT system power is 350 kW. It
can be seen from the waveforms of i; and i, that the
waveforms of 7; and i, are both sine waves, indicating that
the system is in resonance. When the system transmits the
power in the forward direction, the primary current is larger
than the secondary current, which is caused by system loss.

For the purpose of verifying the effectiveness of the
control strategy proposed in this paper, a simulation process
of switching the power transmission direction is added to the
simulation system. It can be seen from Figure 17 that when
the power transmission direction is switched at 0.01's, the
voltage of the primary and secondary side changes little and
is relatively stable. There are certain fluctuations in the
primary and secondary side current, but the fluctuation time
is very short (< 1 ms), and the peak value of the fluctuation is
about 1.05 times of the current when it is stable, which has
little effect on the system. Figure 18 is the transmission
power waveform diagram of the system after the system
switches the power transmission direction at 0.0.1 s. It can be
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TaBLE 6: Bidirectional ICPT system simulation parameters.

Parameters Value
U, (V) 2800
Cp1 (nF) 146.5
Cpz (nF) 146.5
Ly, (uH) 48.4
Ly (uH) 243
R, (Q) 15
M (uH) 16
U, (V) 2800
Cq (nF) 146.5
Cs, (nF) 146.5
Ly (uH) 48.4
Ly (uH) 243
R, (Q) 1.5
f (kHz) 85
5
90 E——SS . OO
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60 o
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FIGURE 15: (a) Train brake curve. (b) System power curve.
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FIGURE 16: (a) Primary side current waveform at 350 kW power. (b) Primary side voltage waveform at 350 kW power. (c) Secondary side
current waveform at 350 kW power. (d) Secondary side voltage waveform at 350 kW.
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FIGURE 17: (a) Primary side current waveform when switching the power transmission direction at 0.01 s. (b) Primary side voltage waveform
when switching the power supply direction at 0.01 s. (c) Secondary side current waveform when switching the power transmission direction
at 0.01s. (d) Secondary side voltage waveform when switching the power transmission direction at 0.01s.
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FIGURE 18: The waveform of system power when switching the power transmission direction at 0.01s.

seen from the figure that the power fluctuation time is also
very short (< 1 ms), and the peak power fluctuation is about
600 kW. Figure 19 shows the simulation system transmission
efficiency, which can reach about 89%.

7. Energy-Saving Estimate

Taking common operating conditions as an example, 80% of
the number of members is taken, and the per capita mass is
70 kg. After calculation, the total mass of the train is 533.2 t.

Under the preset control strategy proposed in this paper,
it can be seen through simulation that the simulation effi-
ciency of the bidirectional ICPT system can reach 89%.
Based on the process of braking model calculation, com-
bined with the operating efficiency of the ICPT system, it can
be estimated that it can be recycled. The energy Q is

tYl
Q= J P, ydt.

ty

(22)

In this section, energy-saving estimates are made when
the initial braking speed of the train is 250 km/h, 300 km/h,
and 350 km/h. The regenerative braking energy that can be
recovered during the entire braking process is shown in
Table 7.
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FiGure 19: Simulation efficiency results for bidirectional ICPT
system.

TaBLE 7: Corresponding power recovery at the initial train speed.

Initial velocity (km/h) Total mass (t) Electric energy (kW-h)

350 533.2 366.47
300 533.2 269.8
250 533.2 187.53
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According to the measured data of regenerative braking
energy in the actual operation of high-speed rail, literature 1
defines four types of typical processes based on two indicators:
the duration of the regenerative braking process and the
amplitude of the regenerative braking power [1]. In the process
with the longest duration and the highest power, the braking
lasted for 200's, and the total regenerative braking energy was
323.77 kWh. It can be seen from the above table that, based on
the high-speed rail noncontact traction power supply system
proposed in this paper, each single train lasts for about 110s
from braking to stopping, and the total regenerative braking
energy is about 200-300 kWh. The measured data corresponds
to this, which proves the modeling accuracy of this paper.

8. Conclusion

This paper proposes a preset bidirectional ICPT system
segmented power supply preset control method that takes
into account regenerative braking energy recovery. The
steady-state model of the bidirectional ICPT system is
analyzed, and the mathematical model of the train brake is
established through the force analysis. The power preset
control method and the segmented coil switching control
method are proposed by using the above models. A 350 kW
bidirectional ICPT system simulation prototype and a train
braking simulation model were established in MATLAB/
Simulink. The results show that the ICPT system can
operate stably when the power transmission direction is
switched, and the system efficiency reaches 89%, which
verifies the feasibility of the proposed control method. In
addition, the calculation results of the braking simulation
model are consistent with the expected working conditions
of each stage of the ICPT system, which proves the accuracy
of the train braking model. Finally, an energy-saving es-
timate at multiple speed levels is carried out. The simu-
lation results show that the estimated regenerative braking
energy is consistent with the measured data, which proves
the correctness of the braking model proposed in this

paper.
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Making use of solar energy to fly is an up-and-coming technology in the human aviation field since solar energy is renewable and
inexhaustible, and more and more attention and efforts have been directed to the development of high-altitude solar aircraft
(HSA). Due to the technical constraints of the rechargeable battery, the HSA must carry sufficient batteries to meet the flight
power consumption at night, which seriously limits the flight endurance of HSA. To solve this contradiction, the paper has
proposed a new energy management strategy (EMS) of multiple flight phases for HSA based on the gravitational energy storage
and mission altitude, which aims to achieve the goal of long-endurance flight for HSA. The integrated model of this new EMS
includes the aerodynamic model, the kinematic model, the solar irradiation model, the battery model, and the energy management
model. Compared with the current EMS of level flight, the flight path of HSA in the new EMS has been divided into five phases: the
lower altitude level flight at night, the maximum power ascending for mission altitude, the level flight at mission altitude, the
maximum power ascending for higher altitude, and the longest gliding endurance. At last, the calculation of the new EMS for
Zephyr 7 is studied by MATLAB/Simulink, and the calculation results indicate that about 22.9% of energy surplus can be stored in
battery with the new EMS for Zephyr 7 compared with the current EMS, which is equal to reducing the rechargeable battery
weight from 16.0kg to 12.3kg. Besides, the results of simulation in the four seasons also show that the new EMS is a very
promising way to achieve the long-endurance goal for high-altitude HSA when the flight conditions satisfy some constraints like
the deficiency of solar flux and the limit of battery mass.

1. Introduction

Nowadays, environmental pollution and energy crisis are the
tough challenges that the world and humanity are facing [1].
Due to the rapid development of solar cell technology, solar
energy can gradually play a leader role in exploring the field
of renewable and clean energy [1-3]. Therefore, making use
of solar energy to fly is a research hotspot, which has
attracted a lot of research groups all around the world during
the past few years [4-10].

Since the solar energy is renewable and inexhaustible, it
has the potential to redefine and increase the flight en-
durance of aircraft. In the last ten years, many countries and
research teams have made great efforts to develop the

high-altitude solar aircraft (HSA) [2, 6-12] for the reason
that the HSA have the ability to stay over a wide area at high
altitude for long endurance; they can function as geosta-
tionary satellites, but they are much economical [13, 14].
They are ideally suited to be widely employed in many
applications such as natural monitoring, border patrol,
planetary exploration, communications relay, remote
sensing, field investigations, network services, and electronic
warfare [14]. Over the past years, there are two series of high-
altitude long-endurance (HALE) solar-powered aircraft
programs which aim to achieve the goal of the HALE flight:
Zephyr and ERAST [7, 15, 16]. However, due to the technical
limitations of rechargeable battery and structure, none of
these aircraft has achieved the HALE flight in real sense. As a
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result of those pioneering and advanced research studies and
experiments, scholars and researchers have gradually real-
ized that the key factor restricting the long-endurance flight
of HSA is the problem of how to meet the power con-
sumption at night with the constraints on the weight of the
battery [2, 14, 16]. Under the current technique level, the
weight of rechargeable battery occupies about 45% of the
total mass of aircraft [3, 11]. Meanwhile, the HSA tech-
nologies like solar cell conversion efficiency and battery
specific capacity are unable to improve rapidly. Therefore,
the regenerative power technology such as energy man-
agement strategy (EMS) is the key to achieving long-en-
durance flight for HSA.

In recent decades, some studies have focused on the
regenerative power technologies about drones and their
applications. The studies [17, 18] show that the efficiency
and the attitude angles of the solar cell directly affect the
energy production power for the applications of solar
drone platform. Especially, Scheiman et al. have built an
Unmanned Aerial Vehicle (UAV) with a variety of solar cell
technologies in the wing. In order to extend flight en-
durance, the solar cells mainly include thin flexible GaAs,
high efficiency Si, and triple junction InGaP/GaAs/Ge. As a
result, the UAV power management system is experi-
mentally verified to perform well. The studies [19, 20]
conducted thorough analytical research on rechargeable
battery based on energy system of drone. These works are
significant in the selection of battery and the estimation of
the battery capacity for HSA. The studies [21-26]
researched energy system and EMS for HSA and airships,
and some important conclusions have been obtained. Some
of these designed energy systems which had been experi-
mentally tested and verified have made significant and
pioneering contributions to the development for solar
drone EMS. In addition, many scholars and researchers
have studied and improved the EMS in other fields to
increase the power efficiency of energy system, which in-
clude the hybrid vehicle, the air conditioning, and the light
electric bus [27-31]. However, none of these research
papers have studied the EMS for HSA in real sense based on
multiple fight phases. As is known, the HSA need to have a
multiple-phase flight process in engineering applications,
which generally includes executing mission in higher al-
titude, cruising in lower altitude, and flight paths for gravity
energy storage. In the higher altitude level flight during the
daytime, the HSA can perform mission like regional res-
idency and circle hover, as well as charging the battery
smoothly with the electricity generated by the solar cells. In
the lower altitude at night, the HSA can achieve the goal of
long endurance with lower power consumption. Mean-
while, those two different level flight altitudes are also
beneficial to realize the gravity energy storage strategy.
Therefore, the above-mentioned multiple flight stages
should be designed in the EMS for long-endurance HSA,
and to the best of our knowledge, almost none of these
energy systems is introduced and involved in the published
literature.

This article is inspired by these considerations and a
study [32] that proposes the EMS based on the idea that the
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surplus solar energy can be stored in gravitational potential
during the daytime. The contributions of this study can be
summarized as follows:

(1) The new EMS model based on multiple flight phases
for HSA is proposed, which is more suitable for the
day and night cycle flight in engineering
applications.

(2) The design of mission altitude for level flight in the
multiple flight phases indicates and provides the
possibility that HSA perform missions such as the
regional residence, the straight back, and the circle
hover, and the HSA can function as geostationary
satellites.

(3) In order to calculate the new EMS for HSA, an
integrated MATLAB/Simulink calculation program
including the aerodynamic model, the kinematic
model, the solar flux model, the battery model, and
the EMS model is established.

(4) Due to the particularity of energy system, the re-
search results also show that a suitable EMS can be
more beneficial to long endurance for HSA on
condition of lower solar irradiation and shorter
daytime.

2. Models and Methods

A typical HSA energy system [21, 22] mainly includes solar
cell, voltage converter with maximum power point tracking
(MPPT) function, energy management system, and re-
chargeable battery with management system, as shown in
Figure 1. In the daytime, the electricity generated by solar
cells on the wings can directly supply the power through the
energy management system. Meanwhile, the excess solar
energy will charge the battery. At night, the HSA power is all
provided by the rechargeable battery. As a result, the HSA
could fly uninterruptedly at day and night for long-en-
durance goal.

Based on this energy system of HSA, the models and
methods used in the paper will be introduced and estab-
lished as follows.

2.1. Aircraft Kinematic and Aerodynamic Models. As shown
in Figure 2, the study defines the O, X Y Z  as the earth-
fixed frame, and the aircraft body-fixed frame is
0, XY Zy,, where O X, O,Y, and O,Z, represent the
north, the west, and the straight directions through the
ground. O, X, is located in a symmetric position parallel to
the fuselage axis and points forward, O,Y, points per-
pendicularly to the right of the plane of symmetry, and
0,Z,, obeys the right hand axis rule and is perpendicular to
0, Xy, O0,Y,.

In this paper, the study of the new EMS mainly focuses
on the energy supply and consumption characteristics of
the energy system for HSA. Thus, the three-dimensional
dynamic equations of HSA can be simplified as follows
[33]:
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FI1GURE 1: Schematic picture of energy system for high-altitude solar aircraft.

F1GURE 2: Schematic diagram of three-dimensional forces acting on
solar-powered aircraft.
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where x, y, and h are the HSA north, east, and altitude
positions in the earth-fixed frame, v is the HSA speed, v is
the roll angle of the HSA, ¢ is the yaw angle, y is the flight
path angle, m is the total mass of HSA, and g is the gravity
acceleration. T, L, and D mean the thrust force, aerodynamic
lift, and drag forces of the HSA.

As shown in Figure 2, the angle of attack « is the angle
between velocity vector direction and O, X, axis direction,
and the pitching angle 6 is the sum of « and y.

Generally speaking, the aerodynamic forces L and D of
the HSA can be expressed in the following formula:

I 5
inpv 'SWCL,

(2)
1
D= EPVZ -SwChp»

where Sy, is the wing area, Cp, and C; are the drag and lift
coeflicients, and p is the air density.

2.2.Solar Irradiation Model. As is known, the solar radiation
intensity is related to many factors, including the date,
latitude, and longitude. The paper summarizes a lot of lit-
erature [2, 3, 22, 32-34] about the calculation of solar flux,
and the solar power per square meter in the earth-fixed
frame can be calculated by the following formula:

Py = I -7 sin(Hy),

1+¢&- cos(2m(n—4)/365) :
Isc =1Ip- 1_ & >

sin(Hg) = sin ¢ sin & + cos ¢ cos 8 cos (7 — 7 - 1/12),

23.457
8 =

. 284 +n
sm(360 >,

365
(3)

where Py is the solar power in per square meter, I is the
solar irradiance constant that has a value of 1367 W/m?, T is
the transmittance factors, Hg is the solar elevation angle as
shown in Figure 3, ¢ is the eccentricity ratio of earth, » is the
day number of the year, ¢ is the location latitude, ¢ is the true
local solar time, and § is the solar declination angle.
Equation (3) shows a more concise and complete cal-
culation about the P in the earth-fixed frame. In particular,
the transmittance factor 7 is affected by atmospheric



F1GURE 3: Schematic diagram of the sun azimuth and the elevation
angle.

transparency and so on. That includes the modifying factors,
the atmospheric pressure of different altitudes, and the air
mass ratio which are described in literature [21]. The pa-
rameter f is related to the standard time and the longitude of
the location. Those parameters in integrated equation (3) can
be introduced and calculated by the formulas in the liter-
ature above, which are not be described in detail here.
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With the HSA transforming the flight altitude and
attitude during the daytime, the solar energy on the wings
surface generated by solar cells will always change in time.
Therefore, a relatively accurate solar flux model about the
attitude and altitude of the HSA needs to be set up to
calculate solar energy collection. Based on the display in
Figure 2 and the calculation of Py in the earth-fixed frame
from (3), the solar flux model for HSA can be obtained by
the coordinate conversion principle between the body-
fixed frame O,X,Y,Z, and the earth-fixed frame
0,X,Y,Z,.

Firstly, the Pg in each direction calculation Iy, Iy, and
I, (positive and negative represent directions) can be
expressed by the following formula:

Iy, = Pg- cosHg- cos Ag,
Iy, = Pg- cos Hg - sin Ag, (4)

Iy, =Pg- sinHg,

where Ag is the sun azimuth angle, as shown in Figure 3.

Secondly, based on the coordinate conversion princi-
ple, the solar radiation intensities I y;,, Iy, and I, received
in the body-fixed frame can be calculated by the following
formula:

Iy, cosfcos ¢ cos fsin ¢ —sin 0 Iy
Iy, | =| sinysinfcos g — cosysing sinysinfsing +cosycosg cosOsiny || Iy, | (5)
I, cos ¢ sinfcosy +singsiny cosysinOsing —sinycos¢ cosOcosy || —Iz,

To sum up, the solar energy collection model for HSA
can be established into a MATLAB function file for further
model integration. This solar flux intensity calculation model
of HSA on the wings is related to the longitude, latitude,
altitude, date, moment, pitch angle, yaw angle, and roll
angle.

2.3. Energy Management Strategy. As shown in Figure 1, the
function of energy management system is to control the
energy flow for HSA, which mainly includes the battery
management system and the switching system of power
supply mode. During the daytime, the maximum electrical
energy generated by solar cells and voltage converter is
divided into two parts: one part directly supplies electricity
to the propulsion motors and on-board equipment, and
the other part will recharge the battery with excess energy.
At night, the power supply mode of the energy manage-
ment system is that the battery powers the propulsion
system and the equipments on board. The efficiency values
of each component of the energy system are listed in
Table 1.

Generally speaking, the MPPT function will be em-
bedded in the solar voltage converter. Therefore, the 7, is
the efficiency of converting solar energy into electricity in
this study. Besides, it will not distinguish between battery

charging and discharging efficiency in general research field.
In order to simplify the calculation, this paper assumes that
the battery charge and discharge efficiency are equal to 0.98
and the propulsion system efficiency is reasonably given as
0.7 although the efficiencies of motors and airscrew will vary
with altitude and Reynolds number. Thus, the thrust T of the
propulsion system can be obtained by the following formula:

P

T = Nma * P;Op, (6)
where P, is the propulsion system power.

2.3.1. Current Energy Management Strategy Based on Level
Flight. The purpose of EMS for HSA is to realize long-
endurance flight with the limit of battery mass at night. For
most of the reported HSA energy systems, the EMS can be
expressed as flying with minimum power consumption with
the constraints of lift and weight balance, thrust and drag
balance, and energy supply and demand balance, as shown
in Figure 4.

Generally, the surplus energy will charge the battery by
the current EMS if the output solar power P, of the
voltage converter is larger than the power P, (as on-board
equipment power can be ignored for the P, ). Meanwhile,
the insufficient required power will be supplemented by the
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TaBLE 1: The efficiency of each component in the energy management system.

Components Symbol Value Units
Solar cell e 0.2 -
Voltage converter Nimppt 0.95 -
Battery My 0.98 -
Battery manager Mom 0.99 -
Motors and airscrew Nma 0.7 -

Ngh

_ ._ 4 = d Consumed by propulsion system
e |\ =3 Charging to battery

I__*l.{

Consumed by propulsion system
Charging to battery

Discharging from battery

FIGURE 4: Schematic diagram of the current energy management strategy based on level flight.

battery when the P, is less than the P,,,,. The output
power P, .. of the voltage converter is calculated as follows:

Ixp
Pmppt = IYb : SSC ' ﬂmppt’ (7)
Iz

where S is the solar cells area in the wing. For the HSA level
flight,

y=0
D=T- cosa, (8)
L=mg-T- sina.

The power consumption of the aircraft in level flight can
be obtained as shown in the following formula:

Nna * P =P :T-V:D.V
ma prop level CoS &
. ‘ )
_ Cp (mg-T-sina\ 2(mg-T- sina)
B cP? < cosa )\j p-Sw '

The angle of attack a control command for the HSA
flight path can be expressed as

*
Oeye] = Min (P )
level G < < G prop

" min { Cp (mg—T~ sina)\lz(mg—T~ sin a) }

Qi <0< Uy C£3/2) cosa P Sy

‘min

(10)

Therefore, the current EMS of HSA can be expressed as
follows:

Imax> (Pmppt - Pprop)r]bﬂbm Z Jmax>
(Pmppt - Pprop)maﬂbm’ 0< (Pmppt - Pprop)rlbﬂbm < Imax>

(Pmppt B PPYOP))

e
Il

(Pmppt - Pprop)ﬂbﬂbm <0,

(bMbm)
-pP
ﬂ’ P...=0,
(Mpom) PPt
0, Qp <Qp_min O Q= Qp_ e

(11)

where E is the battery charge and discharge power (positive
means charging; negative means discharging), ¢, is the
battery maximum charging power, and Qj is the electricity
energy in battery.

2.3.2. Energy Management Strategy Based on Multiple Flight
Phases. As shown in (11), the current EMS of HSA is rel-
atively simple because more attention has been paid to the
engineering applications, and the HSA can achieve long-
endurance flight only by carrying more batteries. However,
the more batteries will increase the power consumption
during the level flight. Thus, the current EMS which simply
relies on battery to store energy is not an effective way of



using solar energy, and the research of new EMS based on
multiple flight phases including the lower cruising altitude
and higher mission altitude for HSA will be particularly
important.

The flight path of EMS based on multiple flight phases
proposed in this paper is mainly divided into five stages, as
shown in Figure 5. The design of mission altitude h, is
beneficial to the engineering applications, and this is also
conducive to charging the battery smoothly. Besides, it can
be seen that the HSA can also execute a flight mission in a
stable process in the mission altitude s, with the lower wind
speed. On the other hand, the HSA can cruise in lower power
consumption due to the lower altitude h;, at night. At the
same time, some missions like surveillance can be imple-
mented at this altitude. Therefore, the above-proposed long-
endurance flight path is significant for HSA in engineering
applications, and the details of the phases are as follows.

(1) Phase 1: Lower Power Level Flight at Night. The stage
of flight starts at time ¢, at the night before when the HSA
reaches the altitude h;, and finishes at time t, when the
output solar power P, of the voltage converter is larger
than the required power P, in h; altitude. During this
stage, the HSA is only supplied by battery for cruising. The
required power for level flight of the HSA can be gained by
(9). The proposed EMS at this stage can be represented by
the following formula:

-P prop

. s Qp>Qp_min>
E= (’/Ibr/bm) (12)

0, Qp <Qp_min-

(2) Phase 2: Maximum Power Ascending for Higher
Altitude. The phase of flight begins at time ¢, when the solar
energy on the wings generated by solar cells at flight altitude
hy is enough to sustain the climbing flight, and the stage
finishes at time t; when the HSA reach the mission altitude
h,. During the whole phase, all the electrical energy gen-
erated by solar cells is applied for ascending. Thus, the
proposed EMS of HSA satisfies

E=0,
(13)
T-v

prop "
ma

p p

mppt =

(3) Phase 3: Higher Altitude Charging Battery. This stage
of flight starts at time ¢, when HSA get to the mission al-
titude h, for level flight, and ends at time t, when the solar
energy charges the battery to the Qp ... In this stage, HSA
only charge the battery at the mission altitude h,, where
some missions can be performed. The power supply mode is
as follows: one part of the electricity generated by the solar
cells is used to sustain the flight of the HSA, while the rest of
the solar energy will charge the battery. At this stage, the
proposed EMS of HSA is represented by the following
formula:
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. Imax> (Pmppt - Pprop)rlbnbm 2 Gmax>
E= (Pmppt - pprop)rlbr]bm’ 0 <(Pmppt - Pprop)rlbrlbm <Gmax>
0, QB 2 QB_ max*
(14)

(4) Phase 4: Maximum Power Ascending for More
Gravitational Potential Energy. This stage of flight begins at
time t,, with no task execution at mission altitude h,, and
finishes at time t; if the solar flux is zero. This stage consists
of two processes: maximum power climbing when the P,
of voltage converter is more than the P, and powered
gravity gliding when the P, could not satisfy the power
consumption at its altitude. In this maximum power as-
cending phase, the HSA can make full use of the excess solar
energy to gain the maximum altitude. The mode of power
supply in this phase is as follows: all the solar energy is
applied for powering the HSA for ascending and the battery
is neither charged nor discharged. Therefore, the proposed
EMS of HSA satisfies

E=0,
T-v
1 Poppt = Porop = — (15)
I/Ima
L QB = QB, max*

(5) Phase 5: Longest Endurance Gliding. This phase of
flight starts at time f; when there is no solar energy pro-
duction by the solar cell and finishes at time ¢, when the HSA
glides to the lower altitude h,. During the entire phase, there
is no solar energy to provide the HSA propulsion system and
the thrust is zero. Besides, the battery will not supply any
energy to the flight of HSA as the way to use gravity energy
reserving. During the phase, the proposed EMS of HSA
satisfies

E=o,
QB = QB_ max> (16)
T=0.

To sum up, (12)-(16) constitute the EMS of HSA based
on multiple flight phases.

2.4. Problem Implementation Frame and Solving Process.
As shown in Figure 5 above, in phase 1, the HSA flight
altitude is the altitude h;, and the P, is basically close the
zero, which is much smaller than P, until £, time. During
phase 2, the HSA climbs quickly between the altitude h, and
altitude h,, and the output power P, of the voltage
converter is greater than the required power P,,.,. In phase
3, the HSA only charges the battery at the mission altitude h,
by the surplus from the P, to the P, . During phase 4,
the output power P, is used to power the aircraft for
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Altitude (m)

Time (h)

FIGURE 5: Schematic diagram of flight path of energy management strategy based on multiple flight phases.

ascending, which is equal to the propulsion system con-
sumption P,,. At the last phase, the HSA glides to the
cruising altitude h, under the condition that the P, and
Py.op are zero. Therefore, the three variables flight altitude h,
propulsion power Py, and solar power P, can be used
to determine which flight phase the aircraft is in. The effi-
ciency of each component in energy management system
must be also added in judging the phase. As a result, the HSA
can adopt the appropriate proposed EMS at different phases.
Table 2 shows the logical relationship to determine each
flight phase according to h, Py, and P ..

In phase 4, the logical relationship about flight altitude
h is set as h > h,, which may be seen to be unreasonable as
the HSA may be at altitude h; < h < h, before the sunset at
weak irradiation. However, the study carefully conducts
many flight path simulations based on our previous re-
search [35], and it can be concluded that the flight altitude 1
at t; time is greater than /,, the same as the other research
conclusions [5]. Meanwhile, the study will also take flight
timet >t ., (thelocal standard time at noon) as the logical
relationship in the proposed EMS model for following up
further simulation. Therefore, the logical relationship in
Table 2 can be reasonably used to build the new EMS
model.

Based on the above introduction, a simulation appli-
cation model of HSA about the proposed EMS calculation
has been built as shown in Figure 6, where the aircraft ki-
nematic and aerodynamic models are established based on
(1) and (2). The solar irradiation model can be calculated
according to (3)-(5).

In summary, the integrated model as shown in Figure 6
can calculate the new EMS in MATLAB/Simulink for HSA
based on multiple flight phases, and it cloud be also used for
the current EMS calculation with some modifications. The
solving process is mainly the parameters initialization and
calculation results analysis.

3. Simulation and Discussion

3.1. Simulation Parameters Setting. To illustrate the idea and
advantage of the proposed EMS above, the results of nu-
merical simulations on the current EMS and the new EMS
have been calculated for comparison in this section, re-
spectively. Firstly, the common atmospheric environment of
the flight area has been analyzed for parameters settings, and
the flight location of the HSA is set to Sanya, China (109°E,
18.3°N). Meanwhile, the initial configuration parameters of
HSA are listed in Table 3; they are gained from Zephyr 7
because it has a detailed and comprehensive introduction in
all the literature (3, 6, 11, 15] of HSA.

During the simulation process, the flight start time of
Zephyr 7 is at 00: 00 in June 20. The conditions parameters
are shown in Table 4.

3.2. Resultsand Discussion. As the initialization of the setting
parameters above shows, the calculation results between the
current EMS and the proposed EMS of the HSA have been
obtained by the MATLAB/Simulink. The comparisons of
altitude h, quantity of electricity in battery Qg, battery charge
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TaBLE 2: Logical relationship to determine each flight phase.
Variables Phase 1 Phase 2 Phase 3 Phase 4 Phase 5
h h=h, h,<h<h, h=h, h>h, h>hy
Pmppt&Pprop Pmppt < Pprop Pmppt = Pprop Pmppt > Pprop Pmppt = Pprop Pmppt = Pprop =0
a
N cd
Ax:rody‘nra_x:.iez:1 " . Product Scopel
k_cled
—wH .
Alpha P_available )
Acrodynamoc model Gamma
_ Aircraft kinematic model
. Gain3  Scope3
P
HSA position
Lafitude
- Scope4  Scope5 =9
Loifgirade =
Scope6
Time =
Yaw angle Scope?
Roll angle Enargy management strategy W_battery ﬂ
oL h2 W_battery0 Scopes
Climbing angle Mission altitude
Solar cell area Solar irradiation model WWLetizs; Battery
EMS model
FIGURE 6: Simulation model of proposed energy management strategy for solar-powered aircraft based on multiple flight stages.
TaBLE 3: The initial configuration parameters for model.
Parameters Values Units Descriptions
m 50 kg Mass of aircraft
Q5 max 6 kWh Total power capacity of battery
Q35 0: 00 3.5 kWh The initial electric quantity of battery
b 22,5 m Span length
Sw 25.3 m? Wing area
Ssc 16.2 m’ Area of solar cells
TasLE 4: The simulation conditions parameters. green line represents the parameter in the proposed EMS
| - — based on multiple flight phases, and the black line means the
Parameters Values Units D.es.cr1pt1(Tns parameter in the current EMS of level flight.
hy 16 km Cruising altitude Figure 7 shows that the highest altitude of the HSA can
ZZ 12714 km M(lisswn altll)tude reach about 30km at time 14:46 based on the proposed
" R (day number EMS, which indicates that HSA makes full use of the solar
Lati 183 ° Latitude of location " ire hicher altitude. A It. the HSA q
Long 109 R Longitude of location energy to acquire higher altitude. As a result, the can fly

and discharge power E, HSA speed v, pitching angel 6, and
propulsion power P, are shown in Figures 7-11, re-
spectively. Meanwhile, the red dotted line in each figure
represents the available solar power P, in the wings of the
HSA, which also starts at 00: 00 in June 20. Generally, the

by gravitational potential energy at about 18:30-22:00 as
shown in Figure 9.

Figure 8 and 9 show that the battery discharge time of the
proposed EMS is 3.50 hours later than the current EMS. As a
result, compared to the current EMS, about 22.9% of energy
surplus can be stored in battery with the proposed EMS
during the long-endurance flight, which is conducive to the
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FIGURE 7: The comparison of altitude in the two energy management strategies.
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FIGURE 8: The comparison of quantity of electricity in battery in the two energy management strategies.

long-endurance flight of the HSA, especially the power
consumption at night.

Figure 10 shows that the speed and pitching angle have
the same trend as the flight altitude as shown in Figure 7, and
the speed and pitching angle are constant in the current EMS
and are changing in the proposed EMS. In addition, the
changing of speed and propulsion power at sunrise and
sunset in Figures 10 and 11 also indicate that the simulation
results are reasonable with the proposed EMS based on
multiple flight phases. Moreover, it is very attractive to
analyze the changes like battery power and solar power at
these special moments, which are helpful to understand the
problem and validate the model.

In addition, a simulation example has been completed
in different seasons (Spring Mar. 20, Summer Jun. 20,
Autumn Sep. 20, and Winter Dec. 20) in Sanya. The

simulation results are shown in Figures 12 and 13, and
Figure 12 shows the variety of altitude and solar power in
wings based on the proposed EMS in the four seasons. It
can be concluded that the maximum flight altitude and the
time of filling the battery will be strongly associated with
the level of solar irradiation, especially in winter. Fur-
thermore, Figure 13 displays the electric quantity of the
batteries between the new EMS and the current EMS in the
four seasons, and it clearly indicates that the current EMS
cannot meet day and night flight for HSA in winter as the
final electric quantity in battery is less than Qg (. oo =3.5
kWh. What is more, the final electric quantity of the
batteries with the proposed EMS in the four seasons is
always larger than the Qg ., with the current EMS.
Therefore, the proposed EMS based on multiple flight
phases is a very promising way to achieve the
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long-endurance goal on condition of lower solar irradiation
and shorter daytime for HSA.

4. Conclusions

In this paper, a new EMS based on multiple flight phases
including the mission altitude has been proposed to enhance
the fight endurance for HSA. Compared to the current
relatively simple EMS, the fight path of the proposed EMS
has five phases, namely, the lower altitude level flight at
night, the maximum power ascending for mission altitude,
the level flight at mission altitude, the maximum power
ascending for higher altitude, and the longest gliding en-
durance. Phase 2, phase 4, and phase 5 could make good
fitness and use of the gravity energy reserving strategy, and
phase 3 shows and provides the possibility that HSA perform
missions such as the regional residence, the straight back,
and the circle hover just by more power consumption under
the sufficient irradiation condition during the daytime.
Besides, phase 3 can also give a smooth charging process
relative to other research, which is more conducive to en-
gineering applications.

The results of numerical simulations for Zephyr 7 on
different season days have shown that the energy surplus
with the new EMS is always more than the current EMS,
since a fair amount of solar energy has been stored by the
gravity energy reserving strategy based on this multiple flight
phases. From the simulation results, the discharge time of
Zephyr 7 battery can be delayed for about 3.50 hours with
the proposed EMS on summer season days, and about 22.9%
of energy surplus can be stored during the night, which is
equal to reducing the battery weight from 16.0 kg to 12.3 kg.
In addition, the simulation results on winter season days
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FIGUre 13: The comparison of electric quantity in battery in the
four seasons based on the two energy management strategies.

clearly indicate that Zephyr 7 can fly across the day and
night, but the current EMS cannot. Therefore, the new
proposed EMS is a very promising way to achieve the long-
endurance goal for HSA when the flight conditions satisfy
some constraints such as the deficiency of solar flux and the
limit of battery mass.

It is also necessary to note that the study is a new two-
dimensional multiple-flight-phase EMS for HSA based on
our previous research of 3D trajectory optimization, and the
specific typical missions were not added to the simulation
calculations because the purpose of this study is the new
EMS and its calculations. Thus, some improved research will
be studied and analyzed in the future.
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Accurate warning information of potential fault risk in the distribution network is essential to the economic operation as well as
the rational allocation of maintenance resources. In this paper, we propose a fault risk warning method for a distribution system
based on an improved RelieF-Softmax algorithm. Firstly, four categories including 24 fault features of the distribution system are
determined through data investigation and preprocessing. Considering the frequency of distribution system faults, and then their
consequences, the risk classification method of the distribution system is presented. Secondly, the K-maxmin clustering algorithm
is introduced to improve the random sampling process, and then an improved RelieF feature extraction method is proposed to
determine the optimal feature subset with the strongest correlation and minimum redundancy. Finally, the loss function of
Softmax is improved to cope with the influence of sample imbalance on the prediction accuracy. The optimal feature subset and
Softmax classifier are applied to forewarn the fault risk in the distribution system. The 191-feeder power distribution system in

south China is employed to demonstrate the effectiveness of the proposed method.

1. Introduction

As the last step in the power industry, the distribution
system is closely and directly connected to end-users [1, 2].
The stable operation of the distribution system is crucial to
the reliable power supply for users [3-5]. However, the
distribution system has a complex network structure and
various equipment components and even worse, the external
factors that cause distribution system faults are highly
random. Since the causal relationship is nonlinear, the
conventional fault prediction method based on the electrical
mechanism is challenging to function. Therefore, exploring
the potential risks in the distribution system operation
process and furtherly taking corresponding measures have
become a severe challenge to power supply companies [6, 7].

The concept of distribution system fault risk is put
forward in [8], and the fault probability index system and
fault consequence index system are established, respectively,
from two dimensions of possibility and severity. In [9], time

series, gray theory, and statistical analysis are applied to
deeply analyse the distribution system’s fault repair data and
extract fault characteristics. However, the above methods
focus on the definition of failure risk and the establishment
of an index system, and the correlation analysis of failure
outage factors and the establishment of the fault early
warning model are less studied.

Data mining has recently been widely applied in the field
of power systems due to its excellent computing perfor-
mance and adaptability [10-13]. The fuzzy classification
algorithm is developed in [14] to identify the fault cause. In
[15], the correlation mining method between load charac-
teristics and air temperature index is proposed based on the
linkage analysis theory. Association rule mining is imple-
mented in [16] to conduct fault cause analysis, which can
effectively identify critical variables that have a substantial
impact on fault. In [17], a novel framework of distribution
system fault detection is presented to cope with the power
system complexity and double-way power flows, and the
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support vector data description method is adopted due to
the limited available fault data. In [18], the fault line selection
problem is transformed into a classification problem, in-
cluding data preparation, training, classification, and
evaluation.

For the feature dimension reduction, the characteristics
and main algorithms of filtering, encapsulation, and em-
bedded dimension reduction methods are summarized in
[19, 20], and the robustness, prediction accuracy, and in-
terpretability of different algorithms are compared. Literature
[21] proposed a feature extraction method suitable for high-
dimensional data. This method can extract feature vectors
strongly related to classification but has poor performance in
removing redundancy. In [22], principal component analysis
is utilized to extract the main components from high-di-
mensional features through matrix transformation and
eliminate the weak value information. Literature [23] con-
ducts correlation recognition and redundancy removal for
feature vectors based on correlation analysis theory.

Many researchers [24, 25] have explored the classification
method and applied it to distribution system fault prediction
[26-28]. Literature [29] presented a fault risk warning method
of the distribution system based on improved support vector
machine algorithm. Literature [30] focuses on meteorological
factors and presents a distribution system fault classification
prediction method combining AdaBoost and decision tree.
Literature [31, 32] introduces the overall structure of a dis-
tribution operation analysis system and expands the appli-
cation of the massive fault data to the fault risk level
prediction and weak spot identification. However, the dis-
tribution system fault is an accidental event, and the pro-
portion of fault data samples is far less than that of normal
operation data sample; that is, the distribution system fault
prediction is a typical unbalanced sample problem. Therefore,
it is necessary to improve the model to adapt to the classi-
fication prediction of minority categories of samples.

Given the aforementioned consideration, a fault warning
method based on improved RelieF-Softmax algorithm for
the distribution system is proposed. Firstly, data acquisition
and data preprocessing are carried out to determine the
initial associated feature set of distribution system faults, and
a fault risk classification method of the distribution system is
proposed. Secondly, because of the RelieF algorithm’s de-
ficiency in the initial sampling and redundancy removal, an
improved RelieF feature extraction method combined with
the correlation coefficient method is proposed to screen out
the fault optimal feature vector with the strongest correla-
tion and minimum redundancy. Finally, a fault risk level
prediction model of distribution system based on improved
Softmax classifier is established to enhance unbalanced
sample prediction accuracy. Taking 191 feeder lines in south
China as examples, the analysis results demonstrate the
effectiveness of the fault risk warning method proposed in
this paper, which can provide crucial guiding significance to
the operation practice.

The remainder of this paper is given as follows. Section 2
describes the preprocessing of distribution system data. The
improved RelieF algorithm is presented in Section 3, and a
fault risk warning method of the distribution system based
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on improved Softmax loss function is proposed in Section 4.
The numerical results of the presented method are detailed
in Section 5. The final section of the paper gives conclusions
based on this study.

2. Preprocessing of Distribution System Data

2.1. Data Collection. By investigating the widely used in-
formation management systems related to the distribution
system of State Grid Corporation Company of China, six
systems, including the distribution production management
system, distribution automation system, electricity infor-
mation collection system, geographical information system,
95598 customer service system, and marketing business
management system, are selected to collect the operation
data, equipment data, and historical fault information of the
distribution system. The data classification and data sources
are detailed in Table 1.

2.2. Data Preprocessing. Preprocessing the initial data is
necessary to improve the prediction accuracy, generally
including data cleaning, data transformation, data integra-
tion, and outlier diagnosis.

Data cleaning is to process the vacant and repeated
values in the initial data to ensure the data set’s integrity,
consistency, and rationality. The empty values in the data
samples can be eliminated or replaced by the mean or the
median. The repeated value recognition rules could be set
based on the logical relationship between the data samples.
For example, if the feeder name and the power failure time of
two samples are the same, it is considered that there may
exist a repeated sample and one of them should be elimi-
nated. Other rules can be presented according to the specific
problems and decision-maker preferences.

Data transformation, mainly including standardized
processing, data grading, and quantization, makes it easier to
perform data analysis. The max-min method, z-score
method, or decimal scaling method can be used for stan-
dardized data processing. For data such as rainfall, thun-
derstorm, and wind, continuous numerical values should be
discretized and classified to highlight data differences.

Data integration is to integrate, summarize, and corre-
late data from multiple sources. Due to the diversity of data
sources, it is necessary to cross-verify the data. For example,
according to the historical faults data, the planned power
failure part can be eliminated according to the power loss
information of the user side, that is, the power failure only
caused by the faults. Afterwards, this part’s power failure
information can be verified and compared with the power
failure information recorded in the faults work order.

The outlier diagnosis effectively identifies and eliminates
the wrong inputs and meaningless values that may appear in
the initial data. Outliers may lead to a decrease in the ac-
curacy of prediction results. Therefore, statistical methods,
clustering, or graph-based methods should be applied to
search and delete outliers.

Finally, the initial feature set could be obtained after a
series of data preprocessing, as shown in Table 2.
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TaBLE 1: Related data of distribution system fault warning.

Category Data sources Specific information
. . . Power outage time, power outage frequency, name of feeder,
95598 customer service system, marketmg business R g P 8 q ¥
N . substation of power outage feeder, number of affected
Fault data management system and distribution automation .
households, feeder construction mode, power supply area
system . .
classification
. Rainfall, minimum temperature, maximum temperature,
Meteorological . . -1 . .
information China meteorological network average temperature, humidity, wind speed, wind level,

Operation data

Parameter data .
production management system

Electricity information collection system

Geographical information system and distribution

visibility, cloud cover, snowfall, thunderstorm day
Distribution transformer capacity, real-time load
The total length of the feeder, the length of the overhead
section, the length of the cable, the operation time, and the

substation
TaBLE 2: Initial fault feature set of distribution system.

Category Variable Feature

fi Fault risk level
Fault data h Monthly fault frequency

f Number of households affected by power failure

fa Monthly cumulative rainfall

fs Monthly mean temperature

fs Monthly highest temperature

fr Monthly extreme weather days
Meteorological information fs Monthly mean humidity

fo Monthly extreme humidity days

fio Monthly gale days

i Monthly thunderstorm days

friz Monthly snowy days

fis Maximum monthly load
Operation data fia Average monthly load

fis Month classification

fis The geographical location classification

fiz Feeder construction mode

fis Power supply area classification

fie Length of overhead feeder section
Parameter data o Length of cable feeder segment

o1 Total length of the feeder

a2 Number of feeder segment switches

s Number of feeder transformers

foa Feeder operation time

2.3. Fault Risk Classification. Distribution system fault risk
consists of the frequency of failure and the consequences of
failure. Given the assessment indexes of power grid com-
panies, the failure rate (the frequency of failure) of 100 km
and the number of households affected by power failure (the
influenced scope of fault) are selected as the basis for the
classification of distribution system fault risk. Among them,
the former is an important index used by power supply
companies to assess each branch company’s annual oper-
ation level, which reflects the fault frequency of distribution
network feeders per unit length. The latter is similarly a
standard index to measure the reliability of the power supply
of distribution system, reflecting the scope of the influence of
power failure.

Equation (1) is utilized to obtain the failure rate of the
feeder per 100 km per month.

o T fy
i L.

1

, (1)

where S; represents the monthly failure rate per 100 km of
the feeder i, f;; denotes the state of the jy, power failure of the
feeder 7, and L, is the length of the feeder i.

Equation (2) gives the mathematical definition of the
number of households affected by the monthly power
failure.

n
f
G = Z Z i ktijho (2)
j=1 keF;;

where C; is the number of households affected by the
monthly power failure of the feeder i, 1y is the total number



of power failure accidents in that month, and Fj; is the set of
transformers affected in the j,, power failure of the feeder i.
nij« and ¢ represent the number of households and power
failure time of the ky, affected transformer in the jg, power
failure of the feeder i, respectively.

Because of the calculated feeder failure rate per month
of 100km and the number of households affected by
power failure, the power failure risk level of the distri-
bution system can be divided into general, emergency, and
severe. Referring to a city in south China in 2018, the
annual failure rate is 2.502 times/ 100 km-year, and the
number of households affected by the distribution system
failure is 102,500 households. The fault risk classification
is shown in Table 3. It should be pointed out that the
threshold value of each level can be adjusted according to
the actual situation of the local distribution system, and
the higher risk level of any two indexes is taken as the
result in the calculation.

3. Fault Feature Extraction of Distribution
System Based on Improved RelieF Algorithm

The dimension and quality of input vectors directly affect the
accuracy of classification prediction results. Too many input
vectors may lead to model overfitting and operation efhi-
ciency reduction, and input collinearity will reduce the
model’s stability. Therefore, it is necessary to extract the
optimal fault feature subset and screen the strongest cor-
relation and the least redundant vectors, to improve the
efficiency and accuracy of fault risk prediction.

3.1. RelieF Algorithm. RelieF algorithm is a typical filtering
feature selection method to extract feature vectors with a
significant distinguishing degree for target classification. In
the RelieF algorithm, weight is assigned to each feature based
on the distance measurement, so as to evaluate the ability of
feature vectors to distinguish target categories.

The specific definition is as follows: for sample set D,
randomly select sample s and find k nearest neighbors in
the same kind of s, which are defined as H and k non-
nearest neighbors, which are defined as M. In this paper,
Euclidean metric is employed to measure the distance
between samples. The calculation formula of the char-
acteristic difference between samples is described as
follows:

( X(a)-Y(a)

———————— aiscontinuous,
max (a) — min (a)

diff (a, X, Y) = 5 0 aisdiscrete X (a) #Y (a),

L 1 aisdiscrete X (a) =Y (a),
(3)
where diff (a, X, Y) represents the difference between sample

X and sample Y on feature a.
The weight updating formula is defined as follows:
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k. diff (a, H,, s
W,=W, ‘;7(& )

[(N (M) (1 = N (class (s)))) 21, diff (a, M, 5)]

tk ’

(4)

where W, denotes the weight value of feature a, k is the
number of the nearest neighbor sample, t is the number of
sampling, H; and M, represent the iy, nearest neighbor and
non-nearest neighbor of the sample s, respectively, and
class( ) is the ratio function of the sample number to the
total sample number.

M ¢ class(s)

3.2. Improved RelieF Algorithm. Although the RelieF algo-
rithm has no restrictions on data types and relatively high
operating efficiency, it still has the following disadvantages:

(1) Considering that the initial random sampling is put
back sampling, the selected sample may be too
limited due to repeated sampling. Since the repeated
sample does not provide new information for the
classification and is an invalid input, the model re-
sults” accuracy may be affected.

(2) The algorithm has a weak ability to distinguish the
redundant features, which leads to a considerable
noise of the input features.

Given the consideration mentioned above, the RelieF
algorithm is improved from two aspects. On the premise that
the algorithm flow remains unchanged, the clustering al-
gorithm is introduced to cluster the initial data, and a hi-
erarchical sampling algorithm based on clustering is
proposed. Due to the deficiency of redundancy elimination
in the RelieF algorithm, the feature extraction method
combining RelieF and the correlation coefficient method is
presented to identify and eliminate redundant features
effectively.

3.2.1. Hierarchical Sampling Based on K-Maxmin Clustering
Algorithm. The K-maxmin distance method selects data
point as far as possible as the clustering center based on
Euclidean distance, so as to effectively avoid the situation
that the initial clustering center may be too close when
compared to the k-means method. The K-maxmin algorithm
is with high efficiency and is unnecessary to determine the
initial clustering number. Due to the page limit, the
K-maxmin clustering algorithm process can refer to the
literature [33], which will not be described here.

The K-maxmin clustering algorithm is introduced to
cluster the initial feature set, and then stratified sampling is
applied in line with the category proportion. The total
sampling number M is distributed to all categories pro-
portionally, and the number of sampling points of each
category can be determined by the proportion of the cate-
gory to the total sample. In this way, the low probability of
local sampling in random sampling can be effectively
avoided. Besides, each sampling is strictly limited to
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TaBLE 3: Classification of fault risk level in distribution system

Risk level Status Failure rate of 100 km Households affected by power failure
1 General = 0

2 Emergency (0, 0.208] [0, 270]

3 Severe >0.208 >270

nonrepeated sampling, which ensures that each sampling is
assigned with new weight for the feature vectors, so as to
significantly improve the classification effect of random
sample points on the classification results.

3.2.2. Correlation Coefficient Method. Pearson coeflicient is
an indicator of the degree of linear correlation between
variables, widely used in statistics. Its value is between (-1,
1). If it is positive, it means a positive correlation between
two variables, or otherwise, it means a negative correlation.
The higher the absolute value is, the higher the correlation
will be. Pearson correlation coeflicient calculation formula is
described as follows.

C X, Y
Pxy = M’ (5)

O0x0y
where Cov (X, Y) is the covariance of sample X and sample
Y, and oy and oy are the variances of sample X and sample Y,
respectively.

The correlation coefficient matrix can be obtained by
calculating the correlation coeflicient between each input
vector. It is generally believed that the correlation is strong if
the correlation coefficient is higher than 0.7, and the cor-
responding feature vector pair will be put into the redundant
set. Suppose that the features extracted by RelieF algorithm
show redundant features, the input vectors with a small
weight value of redundant feature pairs will be eliminated,
and only one feature vector is retained.

3.3. Optimal Feature Extraction Method Based on the Im-
proved RelieF Algorithm. The flow chart of the feature ex-
traction method based on improved RelieF algorithm is
depicted in Figure 1. Firstly, the initial data set is clustered by
K-maxmin algorithm to realize stratified sampling and
nonrepeated sampling. Secondly, the improved RelieF al-
gorithm is applied to identify the feature vectors that can
significantly distinguish the target classification. Finally, the
correlation coefficient method is conducted to reduce the
optimal feature subset’s dimension, and the redundant
feature vectors are furtherly eliminated to obtain the optimal
feature subset.

4. Fault Risk Warning Method of Distribution
System Based on Improved Softmax
Loss Function

4.1. Improved Softmax. Softmax classification [34] is an
extension of binary classification logistic regression to solve
multiple classification problems. Its algorithm is based on

Softmax regression, and the category with the highest output
probability is the prediction category.

For input data with m dimensions {(x,y;), (x,,
Y3)s s (X ¥i)}, where x; is the input vector, y; is the
corresponding category vector, and there are K categories;
namely, y; belongs to {1,2,..., K}. Softmax regression is used
to estimate the probability that the input data belongs to
each category. For any input vector, its prediction function
can be expressed as

1

T b
<1 ve? x)

he(x) = P(y; = jlx, 0) =

[ P(y; = 1|x;,0) T [ ]
o (6)
P(y; =2lx;,0) K oaole 2%
ho(x;) = ) R Ze ” >
: : : =1
LP(y; = Klx;,0) | [ P |

where P (') represents the probability of occurrence within
parentheses. 0 = [0,,0,,..., 0x] is the weight vector of nxK,
and n is the number of sample features. Zf: €% s a
normalized parameter that guarantees the sum of the
probabilities to be 1.

The Softmax loss function is based on the logarithmic
cross entropy theory, which can be expressed as
e@}xi
—
;(=1 69]- X;

m K
J(0) =—% ZZ Ind(y; = j)log , (7)

i=1 j=1
where Ind (y; = j) is 0-1 indicating function, if true in pa-
rentheses, the value is 1, otherwise 0.

Combined with equations 6 and 7, the classification
prediction problem can be transformed to solve the pre-
diction function parameter, with equation (7) being mini-
mized, so as to obtain the probability of different categories
of the sample. The physical meaning of the loss function
defined in equation (7) is to make the proportion of the
correct classification samples as large as possible. Still, this
function assumes no difference between the categories in the
proper classification under the condition of sample data
equilibrium. However, in the problem of fault early warning
for the distribution system, the loss of high risk is mistaken
for the low risk could be much bigger than the reverse. In
other words, the correct classification of high risk is more
important than the correct classification of low risk, and the
low risk data account for a large proportion in the studied
samples. Therefore, the loss function of equation (7) is
improved to adapt to the proposed strategy in this paper.
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FiGURE 1: Flowchart of feature extraction method based on im-
proved RelieF algorithm.

(8)

where the first item is to measure the classification error, «; is
the category weight to adjust the sample imbalance degree
and increase the weight of minority class being mistaken for
other categories. The second item is the regularization
function, where A is the regularization parameter and called
L2 norm. Regularization function can make it easy to obtain
the optimal global solution while avoiding the training
model’s overfitting and improving the model’s generaliza-
tion ability.

The gradient descent method is a common optimization
method to solve the maximum or minimum value of a
function. Hence, it is employed to train the Softmax clas-
sifier. The partial derivative of equation (8) can be expressed
as
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0 RS . 2
26,79 = 7, {izlajxi [Ind (y; = j) = by (x;)] } 395
9)

According to equation (10), update theta with each
iteration:

3
0;:= ej-sa—ej](e), (10)

where § is the iteration step.

4.2. Fault Risk Warning Method of Distribution System.
The data-driven fault warning method can be divided into
three stages: data acquisition and preprocessing, feature
extraction, and risk level prediction. The research idea and
risk warning process of this paper are illustrated in Figure 2.

Data acquisition and preprocessing. Collect fault data, op-
eration data, parameter data, and meteorological informa-
tion and perform data cleaning, integration, and outliers
diagnose as required. Determine the fault risk classification
based on the failure rate of 100km and the number of
households affected by power failure. Consequently, the
initial sample set can be obtained, where each row represents
a sample, each column denotes a feature, and the last column
represents the fault risk level.

Feature extraction. Feature extraction includes two aspects:
remove weak correlation and redundancy. The improved
RelieF algorithm and correlation coefficient method are
presented to obtain the optimal feature subset with the
strongest correlation and minimum redundancy.

Risk level prediction. The improved Softmax is proposed to
train the training set and learn the mapping relationship
between the fault influencing factors and the fault risk level
of the distribution system. Based on this learning model, the
fault risk level of test samples can be reasonably predicted.

5. Case Study

A total of 191 feeders and their data from January 2018 to
December 2018 in a southern city are collected as training
samples to predict the monthly feeder fault risk level from
January 2019 to June 2019.

5.1. Data Preprocessing. The failure data, operation data,
ledger data, and meteorological data of 191 feeders collected
from January 2018 to December 2018 are processed by the
method in Section 2. Taking each feeder as a unit, 24 fault
features of 4 categories are obtained, as shown in Table 2.
Among them, f; fault risk level can be determined com-
prehensively in line with f, and f;. After preprocessing, the
initial data set is obtained with 2292 samples, including 2154
samples of class I, 95 samples of class II, and 43 samples of
class IIL
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FIGURE 2: Flowchart of fault risk warning method for distribution system.

5.2. Analysis of Feature Extraction Results. The number of
categories obtained based on K-maxmin clustering algo-
rithm is 5, and the sampling proportion of each cluster can
be determined according to the ratio of the sample number
of each cluster in the total sample. Afterwards, the improved
RelieF algorithm is applied to extract key fault feature, in
which the number of sampling is 30, the nearest neighbor
number is 8, and the number of iterations is 20. The cal-
culation result of the feature weight is depicted in Figure 3.
The dotted line in Figure 3 is the average value of weight
0.127, which is also the threshold value of feature weight
screening. As can be seen from Figure 4, 10 feature weights
are lower than the threshold, so the weak correlation features
that are eliminated are {f>3, f20, fs> fo2> foa> fa» f120 fio> f18 fi7}-
According to the Pearson correlation coefficient method as
mentioned earlier, there are three strongly correlated vector
pairs (fs, fs), (f7, fo), and (f7, f11), and therefore f11, fo and f are
eliminated, and the optimal feature set obtained is {f;, f10, f15
fs» fo15 f13> f1a> f16}> as shown in Table 4.

The result of feature extraction in Table 4 reflects that the
features directly related to the fault are retained. Among
them, the maximum monthly load, the average monthly
load, the month classification, and the geographical location
of the feeder correspond to the load characteristics, geo-
graphical characteristics, and time characteristics of the
fault, respectively, and they have a relatively obvious and
direct correlation with the feeder fault. In terms of mete-
orological data and ledger data, the monthly extreme
weather days, monthly gale days, and the total length of
feeder are retained, and some redundant indexes are ef-
fectively eliminated. According to the distribution system’s
actual operation in different areas, the optimal feature set
obtained may also be different.

It is necessary to conduct sensitivity analysis. The
sampling number and the nearest neighbor number are
adjusted to 80 and 10, respectively. The calculation results
show little difference from Table 4, indicating that the im-
proved RelieF algorithm is relatively stable, and there is no

0.50
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0.30

Weight

0.20

0.10

0.00
4567 8 9101112131415161718192021222324

Feature number

FIGURE 3: Feature weights.

FiGURE 4: Obfuscation matrix of predicted model.
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TaBLE 4: Optimal features subset.
Variable Weight Feature
I 0.43588 Monthly extreme weather days
fio 0.33952 Monthly gale days
fis 0.27240 Month classification
fs 0.19035 Monthly mean temperature
o 0.16770 Total length of feeder
fis 0.16135 Maximum monthly load
fia 0.15948 Average monthly load
f16 0.12939 The geographical location classification

need to increase the number of iterations to improve the
performance.

5.3. Early Warning of Distribution System Fault Risk.
Eight optimal features are extracted to train the Softmax
classifier, and the monthly failure risk levels of 191 feeders
from January to June 2019 are predicted. In order to measure
the processing ability of the model to unbalanced samples,
the definitions of commonly used accuracy and recall rate
are slightly adjusted in this paper, and the classification
accuracy Ty, and recall rate T,. for minority classes are
proposed. H,, A, and confusion matrix are also introduced
as evaluation indexes of the model.
The classification accuracy Ty, and recall rate T,. can be
defined as follows:
T,+T;
PR, 4 Fy+ T+ Ty
(11)
T+ T,
TR +Ty,+ T,

where T, and T are the numbers of correct classification in
the target categories II and I1I, respectively, and Fy, F, and F;
are the numbers of mistaken classification in the target
category in the three categories, respectively.

H, is the weighted harmonic value of precision rate and
recall rate, which can evaluate the overall performance of the
model, and its results are more focused on the classification
performance of minority category.

(1+f)T,T

re~ pr

H,=~—F5—+"%—, (12)
a 2T T
ﬁ re T pr

where f is the weight coefficient, is positive, and represents
the relative relationship between model recall and precision.
In this paper, the value is set to 1.

A, is the proportion of correctly classified samples to all
samples, which can measure the model’s overall classifica-
tion performance and can be expressed as

3 T, +T,+T,
" T, +T,+T,+F +F,+F,;

(13)

As to the Softmax classifier initialization, the weight
attenuation parameter is 0.002, and the corresponding value
of a for each category is inversely proportional to the ratio of
category sample size, which is set as 1, 20, and 50,
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respectively. The gradient descent learning rate is set as 0.1,
and the number of iterations is 500.

5.3.1. Prediction Results. The model prediction results are
shown in Figure 4. Each row represents the actual category,
and each column denotes the prediction category. The di-
agonal elements represent the number of samples correctly
classified, and the off-diagonal elements represent the
number of samples incorrectly classified. The last horizontal
row and last vertical column represent the classification
accuracy and recall rate of various categories. The last ele-
ment represents the overall prediction accuracy rate of the
model.

Figure 4 shows that the recall rate of all levels of 1146 test
samples is 99.09%, 97.5%, and 100.00%, respectively, the
accuracy rate is 99.91%, 82.98%, and 80.00%, and the overall
classification accuracy rate is 99.04%. The classification
accuracy of the first category is relatively high, which is
because the number of samples in the first category is large,
which corresponds to the samples without faults or with less
impact, and the learning performance is good. The classi-
fication accuracy of category III is low, mainly because the
total number of such samples is small, and any misclassi-
fication will greatly impact the results.

In the case of unbalanced samples, the model’s recall rate
is reasonable, and the recall rate of categories I and IIT with
serious risk level is similar to that of category I, which in-
dicates that the model can effectively identify high risk faults
of the distribution system. It can be concluded from the
confusion matrix that the misclassification in the prediction
model mainly focuses on category I into II or III, indicating
that the model focuses more on the recall rate of categories II
and IIT with high risk, which is due to the higher cost of
misclassification of the high risk categories.

5.3.2. Comparison of Different Prediction Methods. Four
indexes including T,, Ty, H, and A, are utilized to compare
the prediction results of the training set and test set of the
improved RelieF-Softmax (denoted as A), improved Softmax
(denoted as B without feature extraction), and improved
RelieF (denoted as C without improvement in Softmax loss
function). The predicting results are shown in Table 5.

It can be found from Table 5 that Case A, based on the
improved RelieF-Softmax algorithm, performs well in both
the training set and the test set, and its performance is better
compared to Case B and Case C, indicating that the im-
proved model has better generalization ability. Besides, it can
be seen that feature extraction can improve classification
performance to a certain extent by comparing Case A and
Case B. Further, by comparing the training set and the test
set of Case B, it can be concluded that the training classi-
fication effect of the model is significantly better than that of
the test set, which is because too much redundant input
vector will make the model passively learn too much in-
formation, and the complex model will lead to the reduction
of generalization performance.

By comparing Case A and Case C, it can be found that
the recall rate of Case A is considerably higher than that of



Mathematical Problems in Engineering

TABLE 5: Predicting results of different cases.

Algorithm Tre Tor H, A,

A (training set) 0.9855 0.8242 0.8977 0.9865
A (test set) 0.9792 0.8246 0.8952 0.9904
B (training set) 0.9565 0.7765 0.8571 0.9817
B (test set) 0.9375 0.6716 0.7826 0.9791
C (training set) 0.8986 0.7654 0.8267 0.9799
C (test set) 0.8750 0.7636 0.8155 0.9869

Case C, indicating that the former can effectively identify
high risk categories with better classification performance.
For the distribution system fault prediction problem, there
are various influencing factors and complex correlations.
The distribution system fault data itself belongs to a minority
of samples, so it is necessary to adopt the improved RelieF-
Softmax algorithm to improve the model’s adaptability and
prediction efficiency.

6. Conclusions

In this paper, a fault risk warning method of distribution
system based on improved RelieF-Softmax algorithm is
proposed, and the following conclusions can be drawn.

Compared with the single dimension reduction method,
the feature extraction method based on the improved RelieF
algorithm can effectively overcome the deficiency, which is
the fact that the traditional RelieF algorithm cannot remove
the redundancy, reduce the dimension of features, and
therefore improve the classification performance. The failure
data in a year are analysed based on data mining technology,
and the fault risk level of the distribution system is predicted.
The model can effectively identify minority category samples
and avoid misclassification of high risk samples that lead to
severe consequences. The proposed method can provide a
scientific basis for maintenance and repair resource con-
figuration for the distribution system.

This paper aims to put forward the thinking of the fault
risk early warning method for the distribution system. Due
to the differences in regional information level, distribution
system operational means, and the distribution system data
acquisition method, the regional features should be con-
sidered in the concrete analysis. In the future, the relevant
data of distribution system in an all-round way should be
extracted as thoroughly as possible, and the distribution
system falt features need to be identified through association
mining and other efficient means, such as deep learning, and
the accuracy and efficiency of the fault early warning can be
enhanced further.
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Pakistan is one of those countries that are heavily dependent on hydrocarbon fuel for energy production. This results in severe
CO, emissions that lead to climate change. Although renewable energy resources such as wind are available in abundance, they
have not been fully utilized and so energy crises in Pakistan increase every year. This study focuses on using wind energy as an
alternative to thermal power sources as the main source of power generation in Pakistan. This research also helps in designing a
project management tool to prioritize sources of power generation, including both renewables and nonrenewables, while also
considering projects’ technical, environmental, social and economic criteria. An Analytical Hierarchy Process has been used to
analyze the four main criteria and 12 subcriteria. The analysis revealed that wind energy is the best source among all options for
power generation source, followed by solar. Oil, gas, and coal, the other three alternatives, were well below in a comparative
analysis. Gas achieves overall better performance if only economic criteria are considered, but due to shortfalls in availability and
diminishing reserves, this source is also not feasible. Relying on wind power as the only energy source will not be technically
possible, but it can become a leading energy source inside Pakistan. This will reduce the burden on thermal energy sources and
make the country more energy-secure, rather than relying heavily on imported oil and gas, as it currently does. Wind power
generation capacity in Pakistan is increasing, so that the cumulative capacity is around 2118 MW installed and commissioned by
the end of 2018.

1. Introduction

Energy plays an important role in shaping a country’s
economy. In identifying different sources of energy, envi-
ronmental impact, fuel source, and social impact are very
much under consideration. Huge investments have been
made in research and development of renewable energy
worldwide, not only to counter environmental degradation
but to create energy-secure countries [1].

After the oil embargo by Middle Eastern producers against
the West in the midseventies, it was realized that other sources
of energy must be identified for energy security. Traditional

sources of energy are diminishing and will completely die out
by the end of this century. The rapidly increasing prices of oil
and gas due to instability in the Middle East pose a great risk to
any economy [2-6]. Issues around pollution and environ-
mental degradation, whose main causes are greenhouse gases
arising from long-term continuous, excessive use of oil, gas,
and coal for power generation, have turned world opinion
against the use of fossil fuels. The international community is
directing policies and strategies towards energy conversion and
finding alternative energy sources [7].

Denmark and Italy have reported a high level of wind
energy penetration and generated 30% of their electricity via
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wind. Germany has reported a 22.9% renewable electric
generation [8] (Renewable Energy Policy Network for the
21st Century). Germany showed much promise in solar
energy decades ago, and it reached a landmark when half the
country’s daytime demand was met by solar power in 2012
[4, 9, 10]. Renewable energy (RE) is spreading across the
globe and is becoming increasingly affordable. Developing
countries are more interested in improving their RE share
compared to developed countries, resulting in shifts of
markets and investment to the developing world [8].

1.1. The Case of Pakistan. Pakistan has long been dependent
on the use of fossil fuels for the generation of electricity. But
the world has changed its priorities in power generation and
it is time for Pakistan to find a more sustainable, envi-
ronmentally friendly, and affordable source of energy for
electricity generation as an alternative to fossil fuels. It has
three key concerns: reserve exhaustion, environmental
degradation, and energy security [11, 12]. For two decades,
Pakistan has been suffering from a severe energy crisis.
Power production mainly depends on fossil fuels and there is
low production from wind and solar resources. Hence, there
is a need to utilize abundantly available wind energy [12-15].

Pakistan’s major energy supplies come from oil, coal,
gas, hydro, biomass, and nuclear. This makes it a net im-
porter of energy [11]. Sixty percent of its foreign reserves are
used for imports of fossil fuels [16]. The power sector alone
consumed 40.4% of total oil used in the country on one
recent measure [17].

1.2. Fossil Fuel Consumption. In consumption, natural gas
was highest at 49.5%, followed by oil at 30.8%. Of clean
energy sources, hydro was a mere 12.5%, which declined
from 13.6% from 2011/12.

During 2011/12, a total of 95,365 GWH of electricity was
generated, of which 64.3% was thermal, 29.9% hydro, and
5.8% nuclear and imported [17]. Thus, the bulk of power
generation coming from thermal power can be diverted
towards industrial usage and reduce the fuel import bill, as
shown in Figure 1 above. The bulk of gas (27.8%) and oil
(40.7%) was used to generate electricity (Figures 2 and 3).

1.3. Problem Statement. The diminishing of fossil fuels in-
side Pakistan and the stress on existing resources calls for
gradual transition towards RE sources [11, 15, 18]. Pakistan
has been fortunate in having vast renewable resources, and
exploitation of these resources for energy generation is
required [7, 14, 19]. Pakistan’s energy crisis is not in fact a
huge one if we compare it with ongoing developmental work
globally.

For the past two decades, hydro power, which was the
leading source of power generation in Pakistan, has become
problematic. Efforts in this sector slowed down greatly due
to political differences [20]. According to the Integrated
Energy Plan (IEP) 2009-2022, Pakistan needs to increase its
power generation capacity by up to 50,000 MW by 2022. To
achieve this, a 12% share has to be from alternative energy.
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The plan is to install 17,400 MW of alternative clean energy,
and 17,392 MW of hydro power installation is also required
[21].

Pakistan also relies on fossil fuel, which is also main
source of CO, emissions in the country. In order to reduce
dependency on fossil fuels, this study is an effort to inves-
tigate the potential of wind power as an alternative to oil and
gas.

1.4. Objectives of the Study. Wind power, the cheapest source
of energy among alternatives, is considered the best sub-
stitute for oil and gas [4, 14, 15, 20, 22-24]. Pakistan can also
find solutions to reduce its reliance on importing oil and
utilize natural gas for other purposes instead of using it for
generating energy, which can be produced by other alter-
natives, especially by wind. Exploiting fully a single Gharo
Keti Bandar Wind Corridor can resolve current and future
energy requirements of the country for many years to come.

The main objective of this study, using the Analytic
Hierarchy Process (AHP), is to answer the following
questions in empirical terms while considering both qual-
itative and quantitative data of technical, economic, social,
and environmental features of power plants:

What alternative source of power generation is pref-
erable in Pakistan?

How much better is a wind source than non-RE
sources?

Can Pakistan completely rely on wind energy as one of
the leading sources of power generation?

This study will also help in implementing wind energy
projects to meet their goals and in making decisions on
power projects with a focus on wind power projects while
also considering the environmental and social benefits that
arise.

2. Literature Review

Fossil fuels have long been a primary source of power
generation around the world. Pakistan has been struggling
with power shortage for some considerable time. Previous
governmental policies to counter power shortages were
mainly focused on fossil fuel-based power production. These
power plants require oil and gas as their generating fuels.
Pakistan does not hold large oil reservoirs, and to meet its
demand, it has to rely on imported oil; depletion of gas
reservoirs has begun to show its effects.

According to research, the peak fossil fuel use (except for
coal) will occur before 2030. The worst-case scenario is that it
will occur in 2028: “As peaking is approached, liquid fuel
prices and price volatility will increase dramatically and
without timely mitigation, the economic, social, and political
costs will be unprecedented” [1]. Except for coal, fossil fuel
use is expected to diminish by the end of 2042 [5]. To deal
with this, the world is trying to build different modes of
energy saving technologies and to find different sources of
energy [7].

Multi Criteria Decision Making (MCDM) has been used
extensively in energy-related problems. It helps govern-
ments and organizations plan and make policies in the
energy sector by offering an avenue for differing and varied
objectives [23, 25, 26]. It has a unique capacity to work on
multidimension goals and criteria and can include quali-
tative as well as quantitative data. A multidimensional
criterion permits stakeholders to evaluate and analyze al-
ternatives across numerous dimensions, unlike standard
cost benefit analysis, which is one-dimensional. Factors can
range from technical, financial, social, and environmental to
fuzzy dimensions [4, 27]. In most decision making, judg-
ments are not crisp and are usually made on intuition and
very little expert judgments are involved. It also provides a
way to include qualitative data for analysis.

The most commonly used MCDM techniques are An-
alytic Hierarchy Process, Analytic Network Process,
Weighted Sum Method, Weighted Product Method, Pref-
erence Ranking Organization Method for Enrichment
Evaluation (PROMETHEE II), Elimination and Choice
Expressing Reality (ELECTRE), Macbeth, The Technique for
Order Preference by Similarity to Ideal Solutions (TOPSIS),
and Goal Programming [4, 22, 28, 29]. Pohekar and
Ramachandran [26] analysed 90 papers and found out that
AHP is the most admired MCDM tool. This is followed by
PROMETHEE II and ELECTRE. AHP was developed by
Thomas Satty in the 1970s. It has been extensively used in
energy planning. This is due to its ability to convert a
complex goal structure into a simple hierarchy [26]. The
method has been used in energy decision making, resource
selection, site selection and impacts on living standards, etc.
Ahmad and Tahar [28] and Amer and Daim [20] used it for
selection of RE sources and for selection among RE sources
inside Pakistan. Stein [4] used AHP to rank both renewable
and nonrenewable energy technologies. Kahraman et al. [23]
used fuzzy AHP for selection of the most appropriate re-
newable source. Chatzimouratidis and Pilavachi [29]; Lee
et al. [24]; and Akash et al. [30] used AHP with ‘Benefits,
Opportunities, Costs, and Risks’ (BOCR) for selection
among wind farms and for comparison between various
sorts of renewable and nonrenewable power stations.

2.1. Related Work in Pakistan. A literature review reveals
that not much work has been done to find the benefit or loss
associated with analyzing all four criteria (technical, eco-
nomic, social, and environmental) of power plants in
Pakistan. Pakistan is one of those countries that are heavily
dependent on hydrocarbon fuel for energy production,
which results in severe climate change [31, 32]. Researchers
discussed only the environmental benefits of wind farm
projects in Pakistan. Sahira and Qureshi [33] assessed the
potential inside the country and the barriers and limitations
of RE sources. Mirzaa et al. [34] reported the efforts made for
development of wind power in Pakistan and the prospects of
improving electricity connectivity through RE sources in
remote areas. Bhutto et al. [7] discussed the prospect of past,
present, and future of wind energy in Pakistan along with the
hurdles encountered in its development. Amer, M. and



Daim et al. [20] used AHP to rank only RE sources using
European and US data. It was the first effort to rank RE
sources in Pakistan but excluded fossil fuel power plants.
Prioritizing energy sources, which include both renewable
and fossil fuel power plants, and using local data as far as
possible are required. This will give a good insight into
determining the best energy sources for power production in
Pakistan.

Pakistan needs to widen its energy mix to meet its energy
demand, given the immense power potential in RE sources.
Hydro has long been used as the primary source, whereas
solar and wind are prospective energy sources [35]. Pakistan
has a vast coastline in the south and places in the northern
region which provide excellent wind power potential [32, 34].

There has been a lack of research work in the renewable
energy sector in Pakistan to find in empirical terms the
benefits of environmental and social aspects of power plants,
together with technical and economic aspects, in order to
rank different types of energy sources. AHP asa MCDM tool
has been used previously but not very effectively because
data have been European- and US-based only. For the
different criteria and subcriteria, data are unavailable except
in a few instances. Using data effectively to rank different
technologies is required. AHP helps in prioritizing energy
sources and also reveals in empirical terms if wind power is
or is not suitable for power generation, compared to other
sources. It provides a clear overview of the answers we seek.
Wind flows across the planet from higher concentration
regions towards areas of lower concentrations. The higher
the atmospheric pressure gradient, the higher the wind
speed is. A higher speed means greater power can be
converted into useful energy. Wind energy has long been
used for mechanical means to grind grain or pump water
and sail ships across the ocean. With the progress of time
and innovation, mechanical power generated through wind
energy has been converted into electrical power to light
houses [20, 34, 36].

2.2. Scope of Wind Energy in Pakistan. The Government of
Pakistan (GoP) has established two institutes to support the
development, guidance, and research work in the RE sector.
The Alternative Energy Development Board (AEDB) was
established in 2003 as a central body to make possible the
growth of RE, to provide support and to develop plans
related to RE. The Pakistan Council of Renewable Energy
Technologies (PCRET) was established in 2001 to carry out
research and development, provide training, and promote
RE [20, 37].

Various studies show that wind energy has a great po-
tential in Pakistan and needs to be exploited [33, 34]. A
general opinion is that wind energy is the best available
option amongst renewable sources in Pakistan [7, 19, 20, 38].

The Government of Pakistan’s Integrated Policy
2009-2022 declares the Gharo Keti Bandar wind corridor in
Sindh as a permanent wind corridor, thereby removing any
prospect of financial interests annulling the land lease by
Government of Sindh [21]. The Gharo Keti Bandaar Wind
corridor alone has a potential of 60,000 MW [37].
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Currently, two wind power projects, a 50 MW Fauji
Fertilizer Company Energy Limited (FFCEL) and a 56 MW
Zorlu Enerji, have been completed and are contributing
electricity to the national grid.

In Figure 4, the shaded regions clearly show large areas
suitable for wind energy Exploration. A total of 132 GW
wind power can be installed in these windy areas. Almost 9%
of Pakistan’s total area has Class 3 or above windy area
[37, 39]. Current sites allocated for Wind Power Projects in
Pakistan are in Jhimber, Keti Bnadar, and Gharro, all in
Sindh. Table 1 provides a full list of projects.

2.3. Wind Tariff Determined by NEPRA (National Electric
Power and Regulatory Authority). The Renewable Energy
policy announced by Government of Pakistan in 2006 gives
tremendous incentives to investors to purchase all their
energy from the wind farm at their doorstep. A new and
distinctive concept of wind risk has been incorporated to
overcome the fears of investors about the reliability and
accuracy of wind data [21, 34]. This concept has been added
to ensure wind farm developers are unaffected by circum-
stances which are outside their control, such as wind speed
and density, whereas they are responsible for factors like
availability of wind farms, efficiency of wind turbines, etc.
[20]. The other provisions are grid access at the door step,
economic inducements like tax rebate and asset deprecia-
tion, etc. 18% return on even-handedness, ROE in dollar
terms, and repatriation of capital for overseas investors [34].

NEPRA determined the upfront tarift of wind power
plant as follows:

Total tariff=0O and M +insurance + return on equi-
ty + Principal repayment of debt + Interest, where O
and M = 1.6040 Rs/kwh

Insurance = 0.7833 Rs/kwh
Return on equity = 4.6902 Rs/kwh.

The net annual capacity factor for plants was determined
at 31% of the total capacity; excess energy produced shown as
below.

The tariff is only applicable to the first 500 MW power
after 2013, and the company opting for this tariff must
achieve financial closure by the end of 2014 (see Table 2).

The concept of wind risk which was part of Renewable
Energy Policy 2006 has been taken away from the upfront
tariff. But the successful achievements of Zorlu Enerji and
FFCEL wind farm projects make the wind risk concept quite
unnecessary.

2.3.1. Upfront Tariff for Solar Photo Voltaic (Solar PV Cells
Are Usually Made up of Silicon Cells that Convert Solar
Energy to Electricity). The upfront tariff of solar determined
by NEPRA reveals that the per MW cost of solar PV is
US$1.9007 Million. This cost of solar energy is much
compared to the overnight cost of Solar PV in Annual
Energy Outlook, 2011 published by EIA. The cost stands at
US$4.697 Million [4].



Mathematical Problems in Engineering

WE wE e

e we we

Federally Admin; med

)

N

'

Pakistan
50 m Wind Power

e
P O I

Northegh Aréas "~ »

NOghvges! k

- lelmﬁr,

nw

Wind Power Classification

. spoeds arm based on an levalion of S00m and
o Wkl k vake of 1.8

[] 0w 200 00
[T

an M
& USAID

2.
. =t
-,';-NL-

n1 Bt we

g 2907

FiGUre 4: Wind power classification map at 50 m height (source: National renewable energy laboratory (NREL)).

TaBLE 1: Land allocation with generation capacity for wind power projects in Pakistan (source: alternative energy development board).

S. No. Company Project capacity (MW) Location of land
1 Tenaga Generasi Ltd 50 Kuttikun
2 Foundation Wind Energy-II Pvt Ltd. (Green Power Pvt Ltd) 50 Kuttikun
3 Hydro China Dawood Power Ltd. 50 Bhambore
4 Master Wind Energy Ltd. 50 Jhimper
5 Zephyr Power Ltd. 50 Bhambore
6 Foundation Wind Energy-I Ltd. (Beacon Energy Ltd) 50 Kuttikun
7 Sachal Energy Development Pvt Ltd. 50 Jhimper
8 Fauji Fertilizer Company Energy Ltd. 50 Jhimper
9 Yunus Energy (Pvt) Ltd. 50 Jhimper
10 Metro Power co.(Pvt) Ltd. 50 Jhimper
11 Gul Ahmed Energy Ltd. 50 Jhimper
12 Zorlu Enerji Pakistan Ltd. 56.4 Jhimper
13 Wind eagle-1 Ltd. 50 Jhimper
14 Wind eagle-2 Ltd. 50 Jhimper
15 Sapphire Wind Power Company (Pvt) Ltd. 50 Jhimper
16 Three Gorges First Wind Farm Pakistan Pvt. Itd (CWE) 50 Jhimper

TasLE 2: Capacity factor considered for determination of wind
power projects upfront levelized tariff.

Net annual capacity factor % of prevailing tariff

Above 31% to 32% 75
Above 32% to 33% 50
Above 33% to 34% 25
Above 34% to 35% 20
Above 35% 10

The upfront tariff was calculated for southern and
northern regions due to variance in the solar irradiation:

Total Tarrif = O&M + Insurance "

+ Return on Equity + Debt Servicing,

where for the Southern Region, O&M =1.7391 Rs/kwh,
Insurance = 1.1594 Rs/kwh, Return on Equity = 5.8583 Rs/kwh,
and Debt Servicing = 12.3570 Rs/kwh for first ten years.

Hence, the final upfront tarift for the first 10 years of
service is up to 21.1138 Rs/kwh and for the remaining
15 years is 8.7568 Rs/kwh. The levelized cost in US dollars is
16.3063 cents for 25 years.

For the Northern Region, O&M = 1.8137 Rs/kwh, Insur-
ance = 1.2091 Rs/kwh, Return on Equity = 6.1097 Rs/kwh, and
Debt Servicing = 12.8872 Rs/kwh for first 10 years.

The net final upfront tariff for first 10 years becomes
20.9712Rs/kwh and for the remaining 15years is
8.6976 Rs/kwh. The levelized cost in US dollars for all
25 years becomes 17.0060/kwh cents.



If the net annual plant capacity factor increases from the
cited capacity factors of 16.78% and 17.50% for northern and
southern regions, respectively, the tariff will be calculated
according to Table 3.

2.4. Structural Hierarchy. Structuring the hierarchy between
criteria and alternatives is the first step towards achieving the
objective in AHP. The hierarchy contains four criteria and 12
subcriteria, as shown in Figure 5.

3. Technical Criteria

3.1. Efficiency. Efficiency refers to how much practical energy
we can obtain from a resource. High efficiency of an energy
source means it is economically feasible [11, 40]. Efficiency of
an energy source is the ratio between the corresponding Btu
content of a kWh of electricity (which is 3,412 Btu) by the heat
rate, which is expressed in BTU/kwh [41]. The efficiency of
renewables cannot be calculated using the same formula, since
they do not require heat to produce electricity [4]. Conse-
quently, the EIA does not have values for hydro, solar, and
wind. According to Betz’s Law (Betz’'s Law evaluates the
maximum power that can be exploited from wind), theo-
retically wind turbines can only harness 59.3% of wind power,
but practically their efficiency is around 34% [4].

3.2. Capacity Factor. Capacity Factor determines how much
electricity a power plant will actually produce under real
conditions. Most renewables lag behind conventional energy
sources when it comes to capacity factors due to seasonal
non-availability of energy sources. Thermal power plants
have a capacity factor above 80% and nuclear and geo-
thermal factors at above 90%. The capacity factor for solar is
the lowest [41]. The capacity factor determined by NEPRA
for upfront tariff determination for wind and solar is 31%
and 17.5% (Table 4).

3.3. Environment Criteria

3.3.1. Land Requirement. Electricity generation requires use
of land to extract fuel and for installation of power plants; the
required land usage can vary from site to site and the power
source. This is one of the most important factors in de-
termining the economic value of a power plant [23, 42]. A
plant can affect the quality of life, especially when con-
structed near cities. It can cause rupture in day-to-day ac-
tivities and the land could have been used for other purposes.
In the case of a wind farm, depending upon topography and
source availability, a mere 1-10% of the entire area of a wind
farm is used by the wind turbine, sub-station, living areas,
and connection roads, and the remaining land is available to
be used for farming, grazing, etc., unlike land use by other
energy sources [43]. A summary is given in Table 5.

3.3.2. External Costs. External costs have been taken from
ExternE Project (ExternE is the well-known acronym for
“External Costs of Energy” and a synonym for a series of
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TaBLE 3: Capacity factor considered for determination of solar PV
levelized upfront tariff (source: national electric power regulatory
authority).

Net annual plant capacity factors % of the prevalent tariff

Above 16.78%/17.50% to 17.78%/18.50% 75
Above 17.78%/18.50% to 18.78%/19.50% 50
Above 18.78%/19.50% to 18.78%/20.50% 25
Above 19.78%/20.50% to 18.78%/21.50% 20
Above 20.78%/21.50% 10

projects starting from the early 1990s till 2005; it is an ap-
proach for calculating environmental external costs [44]). It
ranks all the chief energy technologies in terms of their ex-
ternal costs. These are the hidden costs associated with each
technology which affect human health, potentially cause in-
jury, and lead to harm flora and fauna. The data show that
wind with an external cost of 0.19 cent/kwh is the lowest cost,
whereas coal and oil are among the highest [4, 44].

3.3.3. Loss of Life Expectancy. The other decisive factor is
Loss of Life Expectancy (LLE). This shows the level of loss of
human life ensuing in every phase of the entire period of the
power plant (Table 6).

4. Methodology

When it comes to evaluating multiple options with con-
flicting criteria, the multicriteria decision making method is
used. This has been used many times for energy problems
over the years. It works on several dimensions, allowing the
decision to be made across diverse options, including in-
dividual opinions.

4.1. Analytical Hierarchy Process. AHP has been used ex-
tensively for decision making solutions, ranging from site
selection to prioritizing energy sources in corporate and
government sectors [24, 45]. It remains the most widely used
and highly regarded approach for decision makers and
group decision makers. AHP works by decomposing a
multifaceted problem into simple questions and then, fur-
ther down, into alternative courses of action whose solutions
when combined can lead us to answer the original complex
problem [4, 46]. It works by using fuzzy logic rather than
permanent and precise ideas. The decisions that we generally
make are not absolute but are made up of rational thinking
defined only in fuzzy terms. In an effective AHP model, a
problem is broken down into a hierarchy, followed by
prioritizing the criteria and finally synthesizing the results
[24, 47]. A problem which is the objective of the decision
making is at the top of the hierarchy and is decomposed into
general criteria, then further broken down into secondary
criteria, also called subcriteria, and then into tertiary criteria
or sub-subcriteria. The information is then synthesized to
decide the relative importance of each alternative. AHP
allows both qualitative as well as quantitative data to be
analysed.
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FIGURE 5: Hierarchy structure (source: author’s work).

TABLE 4: Technical criteria data.

Type of power plant Efficiency® Availability of fuel (global) Availability of fuel (local) Capacity factor
Wind 35 500 500 314

Solar 15 500 500 17.5¢
Coal 45 107° 200 85¢

oil 44 31° 14 87"

Gas 39 33b 17 87¢

Source: “Euro Electric; °[5]; “Assumed from data available in Pakistan Energy Year Book, 2012; Capacity Factor determined for NEPRA upfront tariff;

¢Annual Energy Outlook, 2013; T4].

TaBLE 5: Land required by technologies for power generation
(source: [20, 22]).

Technology Land requirement (km?/1000 MW)
Solar PV 35

Wind 100

Hydro 750

Biomass 5000

Coal 2.5

Oil 2.5

Gas 2.5

Nuclear 2.5

Structuring the problem is the first phase of the process.
This involves recognizing alternatives and defining criteria
into a hierarchy. What criterion contributes to which al-
ternative is recognized. After structuring the problem, the
criteria are prioritized as the comparative preference of
alternatives with criteria.

To determine the criteria weight, pair-wise comparison
of one criterion over another is defined. The pair-wise
comparison is set in terms of how much A is more or less
significant than B. It can be done using a rough estimate or
may be by using a historical data, etc. The historical data can
clearly give us comparison data, e.g., if, on an equal measure
of fuel, the mileage of a car A is 15km and that of car B is
30 km, then car B is clearly twice as efficient as car A. In the
cases of no historical data, a rough estimate can be made by
experts in that particular field or those who are in decision-
level positions.

As given below in Table 7, Satty proposed a 9-point
comparison scale, where 1 is equally preferred and 9 is
extremely preferred [4, 45]. If alternative A is less im-
portant than alternative B, than we enter a reciprocal
value like 1/5, 1/7, etc. When evaluated, the data are
further entered into a square matrix “depending upon the
number of comparisons” representing all possible
comparisons.
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TaBLE 6: External cost and Loss of life of different sources of technologies.
Technology External cost (EU cent/kwh)® External cost (US cent/kwh)® LLE (days)®
Solar 0.60 0.834 0.1¢
Wind 0.19 0.2641 0.19
Hydro 0.54 0.7506 2.3
Biomass 2.01 2.7939 3.5
Coal 5.71 7.9369 8.4
Oil 5.70 7.923 4.5
Gas 1.85 2.5715 0.8
Nuclear 0.39 0.5421 0.8

Source: “ExternE; "Euros converted into US dollars (1 Euro = US $1.39, as of March 2014); °[4]; dNegligible (i.e., <1.0), hence an estimate of 0.1 was used.

TaBLE 7: Scale of relative importance according to [45].

Intensity of importance Definition

Equal importance
Weak
Moderate importance
Moderate plus
Strong importance
Strong plus
Very strong or demonstrated
importance
Very, very strong
Extreme importance

O o0 N N U W~

4.2. Evaluation Criteria. A number of objectives supplied
the limit of the design of the research. Sources of energy
which are being used at a high level, including both RE
and non-RE sources, were considered. Therefore, wind,
solar, coal, oil, and gas were selected to serve the purpose
of alternatives which can also reduce CO, emissions. In
order to evaluate each source of energy alternative on the
basis of criteria and subcriteria, four of the most im-
portant criteria, Financial, Technical, Environmental and
Social, were included. These include all the necessary
characteristics for determining the overall significance of
a power plant. The criteria and subcriteria have been taken
into account in the research. They have been used to
analyze coal, oil, and gas, with wind and solar energy as an
alternative source of power generation. Twelve subcriteria
were identified.

The study was based upon renewable technology and
nonrenewable technology. ‘Renewable’ includes wind and
solar; nonrenewable incorporates coal, oil, and gas.

4.3. Data Collection. The data have been collected from
international and national organizations. The wind en-
ergy-related data have been collected from NEPRA and
AEDB sources. The data have also been collected from
Fauji Fertilizer Company Energy Limited, a subsidiary
company of Fauji Fertilizer Company Ltd. This is the first
wind power project in the Pakistan. The data have been
collected directly from the site office of the project and
also from the official source (Website of FFCEL (http://
www.ffcel.com.pk) and AEDB (http://www.aedb.org)) as
shown in Table 8.

4.4. Expert Choice. Expert Choice is software based upon
AHP to help make decisions by adopting a structural ap-
proach and prioritizing. Expert Choice has been widely used
in the Government sector, industry, and academia to bring
together skill, perception, and detailed information. It helps in
structuring decisions into smaller levels, assesses the signif-
icance of competing dimensions, and further breaks these
down into sublevels and defines alternative choices. The
process involves not only historic data but also logic and
intuition. Expert Choice also allows for an effortless approach
to conducting sensitivity analysis by just changing the weights
of criteria in order to measure the effect of diverse infor-
mation for analysis in cases of different outcomes.

4.5. Expert Opinion. To answer the question “Can Pakistan
completely rely on wind energy as one of the leading sources
of power generation?” experts from the wind sector were
chosen to give their opinion. Six experts from FFCEL,
Nordex Pakistan Private Limited, and AEDB were asked this
question. The question was asked of the Assistant Director
Wind (AEDB), the Senior Executive Engineer (FFCEL), the
Senior Engineer (FFCEL), the Service Field Operation
Manager (Nordex), and two Services Engineers (Nordex).

5. Empirical Results

The data have been analysed using the software Expert
Choice; which works on the principle of AHP used for
MCDM. The model incorporates of four tiers, encompassing
criteria, subcriteria, alternatives, and goals. The software
accepts both qualitative and quantitative data. The criteria
and sub criteria were defined and their relative importance
to each other was compared. All the criteria (Economic,
Technical, Environmental, and Social) have been considered
as of equal importance; the sub criteria were Capacity Factor,
Efficiency, Fuel Availability (Local), Fuel Availability
(Global), Project Initial Cost, Tariff, Fuel Cost, Land Re-
quirement, LLE, External Cost, Social Acceptance, and Job
Creation, all given equal weighting, as shown in Figure 6.
The inconsistency ratio for criteria weighting was 0.00,
which showed that all the judgments were perfectly
consistent.

The data were entered directly into the data grid, as
shown in Figure 6. The subcriteria data were entered by
proportion of the total weight of the criteria. The data which
were adverse were entered by taking the reciprocal of the


http://www.ffcel.com.pk
http://www.ffcel.com.pk
http://www.aedb.org
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TABLE 8: Sources of data for AHP.

Criteria Subcriteria Source
EIA, Annual Energy Outlook 2013
Capacity factor Oil [4]
Coal, Wind, Solar-NEPRA
Technical R .Fg?fienC}fr fu Euro Electric http://www.euroelectric.org
vatiabtity of fue Assumed from data available in PEYB, 2012
(Local)
Availability of Fuel (5]
(Global)
Project Initial cost Oil and Gas-Annual Energy Outlook 2011
) Wind, Solar coal-NEPRA http://www.nepra.org.pk
. Oil and Gas-An overview of electricity sector in Pakistan 2011, Islamabad Chamber of
Economic . .
Tariff Commerce and Industries
Wind, Solar Coal [48] http://www.nepra.org.pk
Fuel cost (4]
External cost http://www.ExternE.info
Environmental Land requirement [22]
LLE [4]
Social Job creation [20, 22, 29]

Social acceptance

European wind energy association http://www.ewea.orh

Priorities with respect to:
goal; alternative to oil &
gas

Technical  0.25
Environmental — 0.25
Economical  0.25
Social  0.25

Inconsistency = 0, with zero
missing adjustments

FIGURE 6: Priority graph.

actual value and then taking the percent of every alternative
against the total. The overall synthesis of the data with re-
spect to goal, alternative to Oil and Gas, is shown in Figure 7,
which shows wind as 0.302 of the total proportion, followed
by solar as 0.259 and then by gas, coal, and oil with 0.174,
0.135, and 0.130, respectively.

The results (Figure 7) showed that wind power is the best
available resource inside the country, followed by solar.
There is a substantial gap between the two renewable and
fossil fuel sources.

Wind and solar show that they are excellent sources on all
the criteria. The results illustrate that wind and solar offer, by
and large, the best benefits across various aspects. They perform
well above fossil fuels technically, environmentally and socially.
Economically their initial cost is much higher than fossil fuel-
based power plants, but in the long run, they outperform them
in this criterion as well. Gas also shows equal significance in the
economic criteria, but lags behind in the other three criteria
against renewable, as shown in Figure 8.

Gas is the most preferred energy source by a short
margin, if only the economic criterion is considered, as
shown in Figures 9 and 10. The overall result clearly en-
courages investors to invest in both these green energy

sectors, especially wind. The result also provides policy
makers with the confidence they require in granting ex-
emptions and benefits to the renewable industry.

Another way to examine the result would be to single out
sources which are poorly performing. The sources oil and gas
have become an integral part of the power sector in Pakistan:
even though they have been proved unsuccessful, they are
still being strongly encouraged for their immediate short-
term gains.

6. Sensitivity Analysis

In multicriteria decision making, the sensitivity analysis
pertaining to the different values and interests is of the
utmost importance, since the solutions are judged as ac-
ceptable or unacceptable by considering different parame-
ters. The sensitivity analysis was performed to find out how
the system would behave if one criterion was given pref-
erence over another. However, the results showed very little
deviation due to overall strong position taken by both solar
and wind in the analysis.

The overall effect can be shown by changing one or more
parameters of the criteria in the analysis. Figure 10 shows


http://www.euroelectric.org/
http://www.nepra.org.pk/
http://www.nepra.org.pk/
http://www.externe.info/
http://www.ewea.orh/
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FIGURE 7: Synthesis with respect to goal: alternative to oil and gas.
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FiGure 8: Ranking of technologies assuming equal weights of all criteria.
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FIGURE 9: Performance sensitivity for each alternative against every criterion with equal weights.

almost similar results as those in Figure 11, even after the
economic and technical criteria weights were increased to
45% each, and the environmental and social criteria were
reduced to 5% each or 1/9 of the above value. Here, the
stakeholder main emphasis is on the financial aspect, along
with technical characteristics, i.e., efficiency, capacity factor,
and availability of fuel for the power plants.

Wind and solar fell a little from the original result but
showed an overall dominant position against nonrenewable

resources. Similarly, gas was evenly good only in the eco-
nomic criteria and was lagging in the rest. Both oil and coal
showed poor results.

Pakistan’s economy is evolving and has inadequate
monetary assets. For most policy makers economic criteria
would be the most significant. This means that a project’s
initial cost and tariff are given considerable importance. A
similar result was obtained when the economic criteria
weight was doubled to 0.4 compared to the other three all
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Figure 10: Result for economic criteria.
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F1GURE 11: Ranking of all technologies assuming technical and economic criteria as extremely important to environmental and social

criteria.

carrying weight of 0.2. Wind, oil, and gas showed similar
results for the economic criteria, whereas wind and solar
were better in the remaining three criteria. Wind again
performed as the leading energy alternative for power
generation in Pakistan, as shown in Figure 12.

By improving the weighing of economic criteria to ex-
tremely important, the overall position of gas resources
improved, whereas that of wind and solar even after falling
remained the best options as an alternative (Figure 13).

By improving the overall weighting of economic criteria
to extremely important compared to the rest of the criteria, a
steady decline is noted for RE sources, whereas gas improved
significantly in its final result but remained behind RE
sources (Figure 14).

For most environmentalists, environmental criteria
would be the most weighted criteria. The emphasis is on
reducing environmental degradation and improving the
quality of life of the people, considering the environmental
criteria as vital makes wind power a stronger alternative than
the rest. Wind improved its proportion, whereas fossil fuel
power plants sank down slightly more in the analysis, as
shown Figure 15.

A huge difference has been observed in the environ-
mental criteria of wind and solar, which are otherwise
considered almost equal, since both are green sources of
energy. This is due to the external cost of wind, which is three
times lower than that of solar power. The overall result of
environmental criteria of both wind and solar is much
higher than that of the fossil fuel power plants, with coal and
oil scoring just 11.8% and 11.7%, respectively, as shown in
Figure 15.

Generally, renewable sources have been termed the best
solution to the growing TWh of energy needs of the world
but, due to the high initial setup cost of renewable sources,
they have been avoided up till now. In recent years, due to
immense R&D work, the cost has been brought down sig-
nificantly and they have swiftly become the top priority
among investors, as shown in Figure 16.

To answer “Can Pakistan completely rely on wind energy
as one of the leading sources of power generation?” experts
from different organizations in the wind sector were all of
the same view: Pakistan can rely on wind energy as its
leading energy source inside the country. But relying on it as
a sole source is not technically and economically feasible.
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FIGURE 12: Performance sensitivity for each alternative against every criterion with economic and technical criteria being extremely
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FIGUure 13: Performance sensitivity for each alternative against every criterion with economic criterion weighting twice compared to

technical, social, and environmental criteria.

Due to variation in wind speed, power generated cannot be
achieved at the desired capacity throughout the year. RE
sources as primary sources of energy are best when coupled
with nonrenewable energy sources for power generation.
Two experts were of the opinion that decision makers can
play a pivotal role in promoting it, if they are willing to
accept wind as a source for power generation to tackle the
energy crisis in the country for current and for future needs.

6.1. Comparison with Previous Research. The review of the
literature reveals that studies of multicriteria decision
making for selection among different sources were mainly
based on the four main criteria of technical, economic,
environmental, and social. This clearly shows that the cri-
teria chosen are considered as a foundation for planning and

evaluation of power projects. The analysis in this research
was based upon these, along with 12 subcriteria carefully
chosen after literature study. According to the findings, wind
and solar emerge winners when it comes to a comparison
with fossil fuel sources. Stein showed similar results in his
studies; Amer and Daim [20] listed wind and solar as the best
renewable sources for the energy needs of Pakistan.
Chatzimouratidis and Pilavachi [22, 29] revealed that RE
was a preferable solution compared to conventional fuel
power plants. While using AHP and later on PROMETHEE
II to analyze the data, they used 13 criteria that were mostly
related to environmental and social parameters and ex-
cluded economic and technical aspects of power plants.
Their results showed minor variation from the results found
here. The outcomes showed that wind, solar PV, and geo-
thermal were the best alternatives for power generation.
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They concluded that burning of oil and coal emissions for
power generation add greatly to health disorders and
mortality and therefore should be avoided.

Amer and Daim’s study was based upon the comparison
among renewable sources; the results showed that wind was
the best alternative, followed closely by solar. They used AHP
to analyze their data, which were mainly taken from US and
EU data available on the Internet. Their results were similar,
with wind topping the renewable list for alternative energy
selection [20]. Stein’s study was based upon nine alterna-
tives, including renewables and nonrenewables. The power
technologies were ranked by assuming equal weights. Wind
took the top slot, followed closely by solar and hydro.
Biomass was at the very bottom of the list, with coal, oil and
gas; nuclear scored similar to fossil fuels [4].

7. Discussion and Conclusion

Pakistan’s reliance on the use of fossil fuels for generation of
electricity has worsened its position. Too much dependence
on imports of foreign supplies has made it less energy-se-
cure. The world changed its priorities regarding power
generation long ago from fossil fuels towards much more
reliable and environmental friendly RE sources. It is high
time Pakistan found a consistent and well-designed policy to
achieve a more sustainable, environmentally friendly, and
affordable source for electricity generation as an alternative
to fossil fuels. This will make the country less dependent on
fossil fuels and protect it from energy insecurity.

This research gives us an insight into determining the
best possible solution to our current energy crisis by con-
sidering future requirements. A multiperspective exami-
nation for technology appraisal has been used for a variety of
available alternatives inside the country. Five alternatives
were considered: wind, solar, coal, oil, and gas. The four
most essential criteria (Technical, Economical, Environ-
mental, and Social) for energy generation decision making
were considered. Twelve subcriteria were measured to de-
termine the four main criteria; all the criteria were equally
preferred in their weights. This led us towards our final goal
of finding the best solution for power generation in Pakistan.

For the first time, actual data from Pakistan’s wind and
solar sectors were used in order to prioritize among the
energy alternatives inside the country. The data available on
the NEPRA website were used for consideration of tariff and
initial cost of power projects and subcriteria of economic
criteria for wind, solar, and coal-based power plants. The
capacity factor, a subcriterion of technical criteria for wind
and solar, was taken from the upfront tariff determined by
NEPRA.

The analysis revealed that RE easily outperformed fossil
fuel power plants by a lengthy margin. Wind power as an
alternative and RE source surpassed every other alternative.
Gas showed good economic standing but the question re-
mains: for how long? Gas is unable to tackle the energy crisis
due to lower production capacity, and with meager re-
sources, this can get worse. Unless more and abundant gas
reservoirs can be explored, it will remain a bad choice for
power generation. Thermal sources cannot be totally ignored
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but too much dependence on them should be avoided. The
overall result calls for decision makers to focus on the RE
sector, chiefly wind energy, as its driving force for future
power generation. The policies devised to improve the share
of RE mix must not only be maintained but expanded.
Subsidies given to fossil fuels, if they remain necessary, must
be truncated phase-wise to discourage the inclination to-
wards them. Expenditure for fuel imports will be reduced
and can be diverted towards operational cost and towards
new investments prospects to drive more jobs. Wind power
can improve the overall energy security of a country.

Pakistan as a country is highly insecure in terms of
energy due to too-much dependence on fossil fuel power
plants. Every now and then, there is fuel shortage supply to
thermal power plants due to payment issues or problems
faced due to poorer gas supply to the power plants. This in
turn brings power outages, making the domestic and in-
dustrial customers suffer and affecting the whole business
sphere. This has had a depressing impact on the industrial
sector, and exports have suffered greatly due to high tarift
rates along with high power outages. Focusing on wind and
other renewables to improve the overall energy mix in the
country will improve energy security. As the contribution of
RE improves in the energy mix, the price of electricity will
become more insensitive to the fluctuation in oil prices in the
international market; thus, a steadier electricity price would
be easily maintained. This gives investors and industrialists
an incentive in the form of a cheaper and steadier tariff
without affecting their productivity, which is usually very
disturbed by power outages. Altogether, this will give
confidence and investment security to customers to work
inside the country.

The resources in Pakistan will not last forever, and so
investing in RE and making the industry stronger will help in
the long run to secure future employment. In addition, the
health of the people can benefit from these technologies,
which can in turn improve the savings and economic status
of the people. Producing energy from renewable sources,
especially wind, will prevent emissions of nonradioactive
gases produced in Pakistan. This will evidence of the ea-
gerness of the Government to improve its share of RE in the
overall energy mix in accordance with the Kyoto Protocol.

The FFCEL wind farm project, which achieved a
Commercial Operation Date (COD) on 16 May 2014, has
successfully injected 129GWh of green energy into the
National Grid in its first year of operation. The average
availability factor for the first four months, i.e., from mid-
May till mid-August 2014, was nearly 88%, which improved
significantly and has been at 99% since October 2014
through to March 2015. If this trend of high availability was
accomplished from the first day of COD, the power gen-
erated would have been significantly higher. The maximum
availability factor can be easily managed with a quick re-
sponse service team. The benchmark power for a complete
year for the FFCEL wind farm was calculated to be 143GWh,
which is achievable. It is assumed that the capacity factor can
be above 31% or more if 98-99% of the wind farm avail-
ability factor is achieved. Hence, it can be concluded that the
capacity factor for the wind farm in our sample area of
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Jhimper is much higher than the one assumed by NEPRA for
tariff determination.

Pakistan has vast land areas with wind potential, spread
across all four provinces. The current focus in wind power is
limited to the Gharro, keti Bandar, and Jhimper wind
corridor, all near the coastal belt of Sindh Province, for
utilizing all the wind power potential at a single place. But
this focus should also be shifted to other parts of the country,
especially towards the wind corridor near Mardan region
and Islamabad. This will attract many investors who would
find these places more desirable to invest in as being nearer
to the federal capital. On the other hand, wind power
supported with hydro electricity could be a good solution to
tackle the power crisis. Even though hydro power has its own
limitations, it still remains the best option as the most
economical source of power generation. Wind at the
southern region and hydro in the northern region of the
country can be technically sound. By providing two nodes
for the electricity supply system at the two far ends of the
country, the distribution losses along the path can be re-
duced immensely.

Wind energy was followed by solar energy. Solar energy
has been termed equally good, but, due to its higher cost, it has
not enjoyed much success around the world. According to the
Annual Energy Outlook 2011, the project initial cost for Solar
PV has been around 4697 $/KW. This is the highest of all after
nuclear power. The project’s initial cost considered by NEPRA
for tariff determination is around 1901 $/KW. This huge
difference in cost remains a mystery in itself which needs to be
cleared up. If this initial cost of solar power is true for Pakistan
in all respects, then solar power projects can be much more
economical than previously believed.

7.1. Limitations. Renewable energy offers many advantages
in terms of copious free fuel and ease of use but there are also
limitations to their availability all day long. Even though
wind energy is one of the leading sources of power gener-
ation around the globe, wind power cannot be used as the
only source of power generation and is only successful when
supported by other sources of power generation, preferably
nuclear energy in Pakistan’s case. Wind as an energy source
is never available around the clock. Wind turbine output
varies with the temperature of the surroundings, and the
speed, density, and intensity of wind. Wind is stronger and
often available during summer, but in winter wind stops
blowing hard and is not available as frequently as in summer.
This makes the capacity factor of a wind farm much lower
compared to other sources of power generation, creating
many barriers to continuous supply of power.
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The virtual synchronous generator (VSG) technology of inverter is widely used to provide the inertia and damping support for
power system. However, an additional measurement device PLL (phase-locked loop) is required in the virtual synchronous
generator grid connection to track the voltage phase, amplitude, and frequency, which restricts the flexible output of the
distributed power generation system. To tackle this challenge, a method for grid-connected control of virtual synchronous
generator based on virtual impedance is proposed. It is assumed that there is a virtual power exchange between the synchronous
machine and the power grid when the virtual synchronous generator is off-grid, the virtual impedance is developed to calculate the
virtual current, and when the virtual current is zero, the output voltage of the VSG can be synchronized with the voltage of the
power grid, thereby seamlessly switching between oft-grid and grid-connected VSG. A semiphysical simulation platform is built
based on RT-LAB; simulation and experimental results show that the proposed grid synchronization control strategy of the VSG
can achieve seamless transform between different VSG modes, which is simpler than the conventional synchronization control,

while having a good active and reactive power tracing performance.

1. Introduction

With the rapid economic development, the problems of
energy crisis and environmental pollution have become
increasingly prominent. Traditional fossil energy is sup-
plemented or replaced by clean energy, which is an im-
portant means to ensure sustainable development in the
energy field. Distributed power generation has gradually
become a new mode of electricity production and renewable
energy consumption due to its efficient, flexible, and friendly
grid connection characteristics. However, a large number of
intermittent and random distributed power sources are
connected to the grid, which greatly increases the complexity
and difficulty of management and control of the grid and has
a major impact on the safe, reliable, and economic operation
of the grid. The existing distributed power generation system
uses power electronic devices to be integrated into the grid,
which is more flexible than traditional power generation
systems.

However, the conventional grid-connected inverter has a
fast response speed, almost no moment of inertia, and is
difficult to participate in grid regulation. Distributed power
generation systems cannot provide the necessary voltage and
frequency support for the distribution network with dis-
tributed power sources, nor can it provide the necessary
damping effect for the relatively poorly stable microgrid.

The lack of a mechanism to effectively “synchronize”
with the distribution network and microgrid affects the
friendly compatibility of the distributed power generation
system with the existing power grid. If the grid-connected
inverter has the external characteristics of a synchronous
generator, it will inevitably improve the operating perfor-
mance of the distributed generation system and the
microgrid with the grid-connected inverter. Based on this
idea, researchers have proposed the virtual synchronous
generator (VSG) technology [1]. By changing the external
characteristics of the grid-connected inverter and absorbing
the advantages of the synchronous generator, which ensures
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the stable operation of the system. In 2007, the concept of
virtual synchronization was first proposed by the European
VCYNC project. The synchronverter algorithm was first
proposed to realize the modeling of virtual synchronous
generator [2]. In recent years, China has also made out-
standing contributions in improving the stability of dis-
tributed generation systems with virtual synchronous
generators [3].

At present, the technology of virtual synchronous
generator has entered the practical stage. In 2016, the State
Grid Corporation of China transformed the inverter of wind
power generator and photovoltaic power generation system
in the Zhangbei Wind-Solar Storage and Transmission
Demonstration Project to become the largest virtual syn-
chronous generator demonstration project in the world [4].
In the same year, the photovoltaic virtual synchronous
generator developed by the China Electric Power Research
Institute Power Distribution Institute was officially launched
in the Sino-Singapore Tianjin Eco-City. The technical
functions of the virtual synchronous generator are basically
realized, and it has entered the optimization phase from
preliminary development stage, but there is still room for
turther research at the system-level grid-connected transient
control and application level.

A control strategy of VSG self-synchronous inverter is
proposed to realize VSG no-load self-synchronization grid
connection [5]. The microgrid frequency adjustment
method based on virtual synchronous generator is studied to
realize different operation modes of off-grid and grid-
connected [6, 7]. Photovoltaics and energy storage are in-
tegrated based on virtual synchronous generator technology,
realizing photovoltaic power generation friendly dissipation
[8, 9]. The charge and discharge control method for DC unit
of virtual synchronous generator was studied, and the op-
timized control method of the state of charge was given
[10, 11]. Wind power grid-connected system based on
virtual synchronous generator was proposed, which realized
the goal of friendly grid connection with frequency response
capability [12]. The abovementioned literatures all
researched the application technology of the virtual syn-
chronous generator in the existing distributed power gen-
eration system. In addition, the application of virtual
synchronous generator technology for frequency modula-
tion, voltage regulation, and fault was discussed in the
context of microgrid operation [13, 14]. An electric vehicle
charging method has been proposed based on virtual syn-
chronous generator technology in [15]. A new seamless
transfer method based on the second-order generalized
integrator is proposed in [16], realizing switch from islanded
mode to grid-connected mode smoothly. Single-PLL- and
multi-PLL-based approaches are presented, and through the
PLL presynchronization strategy, the voltage amplitude and
phase angle before VSG grid connection are the same.
However, PLL’s participation in grid voltage lock-in not only
makes the control structure more complex, but also makes it
difficult to guarantee its accuracy and reliability in the weak
grid environment [17-20].

These research results have the same basic principles at
the level of the inverter-synchronous generator control
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strategy, the difference lies in the application. It can operate
stably in both off-grid and grid-connected operation modes,
and switch of operation mode can be realized without
changing the controller structure. However, the synchro-
nization time of off-grid seamless switch is long and lacks
experimental verification.

In summary, an improved virtual synchronous generator
grid-connection method is proposed to solve the problem
that the extra measuring device in the traditional grid-
connection restricts the flexible output of the distributed
generation system, avoid the problems such as nonlinear,
slow response and difficult parameter design of the PLL, and
realize the more concise and effective VSG smooth grid
connection; meanwhile, a semiphysical verification method
is given.

This article is organized as follows. The equivalent model
of virtual synchronous generator on-grid is given, the
principle and the equations are illustrated and deduced in
Section 2. The proposed synchronization control strategy of
virtual synchronous generator based virtual inertia control is
presented in Section 3. Simulations are carried out in
MATLAB/Simulink to verify the validity of the proposed
method in Section 4. In Section 5, RT-LAB hardware-in-the-
loop simulation platform was built to verify the effectiveness
of the control strategy mentioned in this paper. Various
operating conditions with islanded mode, seamless
switching, and grid-connected are presented. Finally, the
conclusion is given in Section 6.

2. Equivalent Model of Virtual Synchronous
Generator On-Grid

If the virtual synchronous generator is equivalent to a
voltage source, the equivalent circuit of single-phase virtual
synchronous generator grid connection system is shown in
Figure 1, where e is the excitation voltage of a virtual
synchronous generator, E is the virtual synchronous gen-
erator excitation voltage amplitude, i is the output current of
virtual synchronous generator, X is the line impedance, u,
is the grid voltage, U, is the amplitude of grid voltage, a,, is
the phase angle of the grid voltage, and « is the phase angle of
the excitation voltage of VSG.

The active power transmitted by the virtual synchronous
generator is shown in the following equation:

P= 3U9E sin((x -« ),
2X, g

6=(x—(xg,

where § is the virtual power angle.
The transmission of reactive power by the virtual syn-
chronous generator is shown by
Q- 3U, [E cos((x - ocg) - Ug]
2X '

(2)

When the virtual synchronous generator is connected to
the grid, the frequency, phase, and amplitude of the output
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FiGure 1: Equivalent circuit diagram.

voltage should be close to the grid voltage, which is
expressed by

|f = fol < Fonino
|E— Ug| <U,.» (3)
'(x - (xg| < Opins

where f, E, and « are the voltage frequency, amplitude, and
phase of the virtual synchronous generator, respectively, g
subscript is the grid side variable, min subscript is the set
safety threshold, and the safety thresholds f ., U, and
®in 10 the optimal grid-connected case are zero.

From equations (1) and (2), it can be seen that the power
transmission equation of virtual synchronous generator
grid-connected mainly depends on the voltage amplitude
and phase angle; that is, to meet the requirements of smooth
grid-connected, the safety threshold should meet the re-
quirements of the following equation:

{ Umin = O’
=0.

(4)

%min

Substituting equations (3) and (4) into equations (1) and
(2), the following equation is obtained:

P=0 (5)
locs

It can be seen that the synchronization of the virtual
synchronous generator to the grid can be understood as that
the active power and reactive power transmitted by the
virtual synchronous generator to the grid are zero.

The output power of the virtual synchronous generator is
deduced under the assumption that the virtual synchronous
generator is connected to the grid, but the actual situation is
that the virtual generator is off-grid and has no output power
under the no-load state. In order to give the control strategy
of virtual synchronous generator with zero output power, a
virtual power exchange between a virtual synchronous
generator and the grid is needed.

3. Synchronization Control Strategy of Virtual
Synchronous Generator

The virtual synchronous generator is composed of DC power
supply, DC/AC inverter, and filter circuit. The DC power
supply can be regarded as the prime mover to provide the
power required by the virtual synchronous generator. The

control system of inverter is the core of VSG, which mainly
includes VSG ontology model and control algorithm. The
former mainly simulates electromagnetic relationship and
mechanical motion of synchronous generator from mech-
anism, while the latter simulates active frequency modula-
tion and reactive voltage regulation and other characteristics
of synchronous generator from external characteristics.

The basic equation of virtual synchronous generator is
shown in the following equation:

( di
=-Ri-L,=)+e
u i m(dt) +e
e= waifsin 0,
(6)

dw
]Esz_Te_Dp(w_wref)’

T, = Mig (i,sin6),

[ Q =-wM i (i, cos ),

where T, is the virtual mechanical torque, D, is the virtual
damping coefficient, J is the virtual moment of inertia, M ¥ is
the mutual inductance coefficient, © and i are the measured
voltage and current, T, is the virtual electromagnetic torque,
i is the virtual excitation current, 6 is the electrical angle, e is
the excitation voltage, w is the angular velocity, w = d6/dt,
and w, is grid synchronization angular velocity. sin 6 and
cos 0 are defined as follows:

r sin 0

sinf =

(7)

r cos 0

cos<6 - 2—”)
3 .

cos<9 + 2_7[)
L 3 /)

The control part mainly includes power-frequency
regulator, excitation regulator, and presynchronization unit,
as shown in Figure 2. The output active power P of VSG is
composed of the active power reference value P, and the
frequency change difference AP as follows:

AT AP
D = =
P Aw

cosf =

Aw - wref’

(8)
pP= Pref + Dpwref (wref - w)'

The coefficient D, is also commonly called the P-f droop
control coefficient and is a set value that reflects the active
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F1Gure 2: Control diagram of VSG based on virtual impedance.

power-frequency droop control characteristics. Due to the
droop characteristic between active power and frequency,
VSG has the self-synchronization characteristic of trans-
mission generator. When the power grid frequency rate goes
up (down), the VSG automatically reduces (increases) the
active power injected into the grid and participates in the
primary frequency modulation of the large grid.

Similarly, D, is the reactive power-voltage droop control
coefficient, which reflects the reactive power-voltage droop
control characteristics (Q — U characteristics). Due to the
existence of reactive voltage droop control, the VSG can
participate in the primary voltage regulation of large power
grid; when the voltage amplitude of the power grid is lower
than (higher than) the rated voltage U ¢, the reactive power
Q of VSG output is higher than (lower than) the fixed value
of reactive power rate Q..

— _& — _Qref B Q
1 AU U U

= 9)

ref —

The basic control of virtual synchronous generator in-
cludes virtual speed regulation control and virtual excitation
control. Based on the aforementioned mathematical model
of virtual synchronous generator and typical active fre-
quency drooping characteristic, virtual speed regulation
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control adopts the double-loop structure of power outer
loop frequency inner loop to simulate the active power-
frequency characteristic, inertia, and damping link of the
synchronous generator. Virtual excitation control does not
involve the abovementioned mathematical model, but
mainly considers the external characteristics of virtual
synchronous generator, so the traditional reactive power-
voltage droop control structure is adopted [21].

In order to connect the virtual synchronous generator to
the power grid smoothly, the traditional control method
needs the special PLL to provide the voltage, frequency, and
phase angle of the power grid to realize the synchronization,
but the PLL is a nonlinear element and it takes time to adjust
the parameters of the PLL. When there are multiple PLL in a
system, these PLL will attempt to interlock, reducing the
performance and stability of the system and increasing the
complexity of the system.

Therefore, in the virtual synchronous generator island/
grid switching process, this paper proposes a virtual syn-
chronous generator presynchronization method based on
virtual impedance; the virtual impedance designed by this
method is to virtualize a power exchange between virtual
synchronous generator and the grid.

Assuming that there is a virtual impedance X, between
the VSG terminal and the power grid, and a,, = 0, the output
virtual active power Py, of the VSG is

EU U?
Py, = ﬁxvcos (py — o) — ﬁCOSq)‘,, (10)

where the virtual impedance X, and the virtual impedance

angle ¢, satisfy
Xy = \(wL,)’ + R,

" wL,
= arctan| — |.
Pv R,

The virtual current can be obtained by dividing the
deviation between e and the grid voltage u, by the virtual
synchronous reactance:

(11)

) e—ug,

v Lis+R, (12)
where iy, is the virtual current, L, and R, constitute the
virtual impedance, R, is the virtual resistance, and L, is the
virtual inductance. In theory, the smaller the L, is, the faster
the system synchronizes. However, when L, is too small, the
synchronous control process will be shaken, so L, is gen-
erally slightly smaller than the filter inductance L.

It can be seen from equation (10) that when the am-
plitude and phase of the VSG output voltage and the grid
voltage are exactly the same, the virtual power Py, is equal to
0, so PI closed-loop control of the virtual power is needed to
synchronize the VSG output voltage with the grid voltage.
However, the premise of this method is that the amplitude
and frequency of E and U, are the same. Therefore, the
presynchronization control unit based on virtual impedance
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and voltage frequency control is designed as shown in TasLe 1: Simulation parameters.
Figure 2, assuming a virtual impedance exists between —
virtual synchronous generator output voltage and the grid Symbol Description Values
voltage, the virtual current can be calculated as shown in g Grid voltage 400V
equation (12). e Excitation voltage 380V
In off-grid state, switch S, and switch S, are closed to f Flflﬂter. cz:ipaator OigMFH
make the voltage amplitude and frequency of VSG con- S Uter inductance Som
. . . . . R Filter resistance 02Q
sistent with the grid, the VSG, and load form a microgrid, L Line ind 0.1 mH
hich in the V/F mode. Then switch B, is closed to J e incuctance -
w I_C runs in S : 1 R, Line resistance 0.02Q
realize the synchronization of the VSG output voltage and L Virtual inductance 0.2mH
the grid voltage. After the synchronization is completed, R, Virtual resistance 0.05Q
while closing the grid-connected switch, turn off the switch Pl Load power 10kwW
S, and S, and then VSG is pulled into synchronization by I Grid rated frequency 50Hz
the grid. fe Switching frequency 5kHz

If VSG is running in VF state, S, and S, are already
closed, the switch B; can be closed directly to synchronize
the VSG output voltage with the grid voltage.

In the grid-connected state, the switch B, is closed, the
real current i, is routed into the controller for normal
operation, and the virtual synchronous generator runs in
grid-connected mode.

4. Simulation Analysis

Based on the above research, this paper uses MATLAB/
Simulink software for simulation verification; the simula-
tions are based on the microgrid configuration in Figure 3,
which operates in islanded mode before t = 0.04 seconds. The
values of relevant parameters in equations and block dia-
grams of this paper are shown in Table 1.

Comparing the grid connection control method pro-
posed in this paper with the direct interconnection method
of virtual synchronous generator, the simulation results are
in Figure 4.

When the virtual synchronous generator is running with
load, the voltage amplitude and frequency are consistent
with the power grid, and there is a phase difference between
the output voltage of the virtual synchronous generator and
the power grid voltage, as shown in Figure 4. When t=0.04s,
direct interconnection will generate a large inrush current. It
adversely affects the stable operation of the virtual syn-
chronous generator and cannot meet the requirements for
smooth grid connection.

Adopting the presynchronization control method based
on virtual impedance, the virtual synchronous generator
tracks the voltage phase of the power grid through

continuous adjustment, as shown in Figure 5, the output
voltage of the virtual synchronous generator is kept in
synchronization with the grid voltage, and there is no inrush
current after the grid connection operation; the island/grid
connection is realized seamlessly.

5. Experimental Verification

RT-LAB hardware-in-the-loop simulation platform was
built to verify the effectiveness of the control strategy
mentioned in this paper [22, 23], which includes a con-
trollable load, a 10kW'h lithium battery energy storage
system, a 10 kW converter, RT-LAB, and a simulated power
grid, as shown in Figure 6. Among them, RT-LAB is
designed as a virtual synchronous generator controller,
which simultaneously collects the voltage, current, fre-
quency, etc., of the converter and the simulated power grid
and sends out control pulses to form a closed loop. The
lithium battery is used as a DC power source, and the lithium
battery plus converter system is a virtual synchronous
generator, which is directly connected to the controllable
load and supplies power to the controllable load. First, the
energy storage virtual synchronous generator and the
controllable load form an isolated microgrid, which runs in
the V/F mode with a frequency of 50 Hz. The controllable
load suddenly increases by 0.5kW at t =6 seconds; then the
virtual impedance strategy is started at t=9 seconds. The
isolated microgrid is connected to the simulated power grid
through a control switch a t =10 seconds and switches from
off-grid to grid-connected mode. The experimental results of
the VSG oft-grid process are shown in Figures 7-12.
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According to the test waveforms of the virtual synchro-  synchronous generator is running in island mode, the fre-
nization machine during the off-grid connection, the control ~ quency is stable at 50 Hz, and the load power is suddenly
strategy proposed in this paper can achieve synchronization  increased, causing the frequency to drop at t=6 s and quickly
with the power grid before closing. When the virtual  recover to 50 Hz, effectively reducing frequency fluctuations
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during the switching process at t=10 s, as shown in Figure 7.
Figures 8-11 show that there is no obvious impact on active
and reactive power of virtual synchronous generator and the
grid when closing at 10s.

The control strategy based on virtual impedance can
achieve synchronization with the grid voltage in 0.25s as
shown in Figure 12, and the circuit breaker is turned on at
t=10s, the frequency changes smoothly and then recovers.
Actually, we can close the circuit breaker at any time after
t=9.25s without obvious impact.

In the process of grid connection, the impact of active
power and reactive power is significantly reduced, and the
output power is smoothly transitioned to achieve a flexible
grid connection of the distributed power generation system.
At the same time, this paper builds a semiphysical simu-
lation platform through RT-LAB, forms a hardware-in-the-
loop real-time simulation system, completes the inspection
of the controller algorithm strategy, and provides a reference
for the control of the converter’s virtual synchronous
generator.

6. Conclusion

In this paper, a grid synchronization control strategy for
virtual synchronous generator based on virtual impedance is
proposed, which enables the grid-connected inverter to
participate in the voltage amplitude and frequency adjust-
ment of the large grid when it is connected to the grid, and
can operate in V/F mode to supply power to the local load
when oft-grid. The power tracking and seamless switching
capability of the control strategy are verified by RT-LAB
semiphysical simulation platform.

The voltage of the virtual synchronous generator can be
synchronized with the power grid by using the controller
itself without the need of PLL, which is simpler and more
effective than the traditional virtual synchronous generator
grid connection method, which avoids the problems of
nonlinearity, slow response, and difficult parameter design
of the phase-locked loop.

As this controller solves the problem that the additional
measurement devices restrict the flexible output of the
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distributed power in the traditional grid connection, this
improves the power grid’s ability to accept distributed power
generation units.
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Virtual Synchronous Generators (VSGs) can reduce the frequency and power oscillation in the grid. For parallel multi-VSGs in
island microgrid, the differences of equivalent output impedance and line impedance affect the orderly sharing of reactive
power and restraining of circulating current greatly. The power sharing and circulating current characteristics of VSGs are
analyzed in this paper. To solve this problem, an optimization control method for parallel VSGs is proposed, which included
the inner voltage and current loop and the outer reactive power loop. In the inner voltage and current loop, a virtual complex
impedance including a resistive component and an inductive component is introduced. It reduces the coupling between active
power and reactive power, and it reduces the disorderly distribution of power due to impedance differences. In the reactive
power loop, the output voltage feedback and integrator links are adopted, which reduce the deviation of output voltage and
restrain circulating current. The effects on the equivalent output impedance in the different control parameters and virtual
complex impedance are analyzed, the effects on system stability in the different resistive components of virtual complex
impedance are analyzed, and the proper parameters are selected. Simulation and experimental results show the correctness and

validity of the proposed control method.

1. Introduction

By increasing the inertia and damping links in an active
power control loop, the grid support capability in a weak
grid of virtual synchronous generators (VSGs) is summa-
rized in [1, 2]. When multiple VSGs are operated in parallel,
there are differences in the output voltage, equivalent output
impedance, and connection line impedance of the individual
VSGs, which are caused by the different controller pa-
rameters, nonlinearities in the power devices, differences in
filter parameters, and the distance from the grid connection
point. These differences affect the accuracy of power dis-
tribution, increase the fundamental current circulation be-
tween the VSGs, and may cause overcurrent faults [3].
Therefore, it is of great value to study the power distribution
and current circulation suppression between parallel VSGs.
[4, 5].

Focusing on the power distribution problem of parallel
VSGs, in [6], an integral controller is added in the reactive
power loop to eliminate the influence of connection line
impedance on reactive power distribution. However, the
coupling of active and reactive power is not considered. In
[7], a feedforward angular frequency is added to the power
frequency link to realize switching under different operation
modes. A small-signal model and several constraints are
used to optimize the dynamic and static characteristics of the
parameters, but the implementation method is complicated.
In [8], function terms for the power and droop coeflicient in
traditional droop control are introduced. This improved the
dynamic regulation performance, but it did not eliminate the
steady-state error caused by the connection line impedance.
In [9], a new multiloop control strategy is described, the
virtual reactance can be selected according to the external
inductance, but the conturation principle of virtual
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impedance in parallel VSGs is not considered. In [10], a joint
control method for the virtual inductor and external output
inductor is proposed, which is used to improve the appli-
cability of the inverter P-f and Q-V droop control in me-
dium- and low-voltage networks. However, it is difficult to
obtain the external output inductance accurately, and the
method is not practical. In [11], a parallel VSGs control
method based on virtual impedance is proposed. This ap-
proach improves the excitation link to achieve adequate
control of the AC bus voltage, but the power coupling
problem is not considered. In [12], a consistency-based
parallel VSGs distributed control method is described. Al-
though this enhances the system frequency and active power
characteristics, it requires communication between the
parallel VSGs.

This paper describes a method that improves the tra-
ditional virtual synchronous power generation technology,
based on analysis of the parallel operation characteristics of
multiple VSGs. The optimization control strategy includes
the outer reactive power loop and the inner voltage and
current loop. In the inner voltage and current loop, a virtual
complex impedance including a resistive component and an
inductive component is introduced. It reduces the effects on
decoupling between active power and reactive power, and it
reduces the effects on accurate power sharing due to the
impedance difference. In the reactive power loop, the output
voltage feedback and integrator links are adopted, which will
reduce the deviation of output voltage and restrain circu-
lating current.

2. Operating Characteristics of Parallel VSGs

Figure 1 shows the simplified structure of a traditional
parallel VSGs system. For a single VSG, it connects to the AC
bus through the connection line and grid-connected switch.
Zjine 1s the impedance of the connection line, and K is the
grid-connected switch. Z, 4 is the common load, L, is the
filter inductance, and R, is the sum of the equivalent internal
resistance of the filter inductance and the equivalent internal
resistance of the power device. Uy is the VSG output ca-
pacitor voltage, also known as the terminal voltage. I, is the
grid-side output current, and I, is the converter-side
current.

A simple model with two parallel VSGs is shown in
Figure 2. U, and U, are the voltage amplitudes of the VSG
bridge arms’ midpoint, E is the AC bus voltage amplitude, Z,
is the equivalent output impedance of the VSG
(Z, =R, + jX,), and Z};.. is the connection line impedance
(Zline = Rline + jXIine)‘

The transmission impedance Z is equal to the sum of the
equivalent output impedance and the connection line im-
pedance, ¢ is the transmission impedance phase angle, and 6
is the phase angle difference between the bus voltage and the
voltage of the bridge arm’s midpoint. I, and I; represent the
output current of the VSG and load current.

2.1. Analysis of VSG Power Transmission Characteristics.
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FIGURE 2: Two VSG parallel models.

The output active power and reactive power of VSG i (i =
1,2) can be expressed as follows:

b (U,.E 0 E2) JUE o
;= cos 0; — — |cos ¢; + ——sin 0, sin ¢;,
1 Zi 1 Zi 1 Z 1 1

1

(1)

UE E’ UE
Q; = ( Zl cos f; - Z)sin(pi - ?Sin 0, sin ;.

1 1

According to (1), the output active power and reactive
power are related to the voltage amplitude and phase angle
difference and are affected by the transmission imped-
ance. By setting the voltage and current control loop
parameters, the equivalent output impedance of the VSG
can be controlled, so that the equivalent output inductive
reactance is much larger than the equivalent output re-
sistive impedance, X, > R,. The transmission impedance
of different voltage levels has different impedance ratios.
In low-voltage distribution networks, the resistive im-
pedance is much larger than the inductive impedance,
Xijine € Rjjpe- In medium-voltage distribution networks,
Xiine = Riine- This causes the transmission impedance to
exhibit complex characteristics. To decouple the active
power from the reactive power, the transmission im-
pedance is set to be inductive using virtual impedance
technology. The power transmission is approximately
shown as follows:
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_ UE
l Xoi + Xlinei i
( ) (2)
E(U,-E
Q=g
Xoi + Xlinei
From the abovementioned analysis, when the trans-
mission impedance is inductive, the active power trans-
mission is mainly affected by the voltage phase angle,
whereas the reactive power transmission is affected by the
voltage amplitude. [13] The active power and reactive power
are approximately decoupled.
The VSG power control equation can be described as
follows:
do P* P, 4D, ( )
—=—-— w, — w;
p\%n i/
dt w, w, 3)

Ui:En+Dq(Q*_Qi)’

where J is the virtual inertia, P* is the reference value of
active power, P; is the actual output active power, D), is the
damping coefficient, w,, is the rated angular frequency, and
w; is the virtual angular frequency. U; is the amplitude of
VSG output voltage, E,, is the rated voltage amplitude, D, is
the reactive power droop coefficient, Q* is the reference
value of reactive power, and Q; is the actual output reactive
power. Combining equations (2) and (3), the VSG active
power closed-loop control diagram is shown as Figure 3. The
reactive power closed-loop control diagram is shown as
Figure 4.

There is an integral link in the active loop of the virtual
synchronous control strategy; when the VSG runs in the
steady state, the input of the integral link is 0.

P,=P" +D,(w, - ). (4)

According to (4), when the transmission impedance of
the VSG is inductive, the active power distribution is related
to the active power command value and the active-frequency
droop coefficient, and active power distribution is not af-
fected by transmission impedance.

For two VSGs with the same rated capacity, as long as the
active power command value and the active-frequency
droop coeflicient are equal, the active power can be divided
equally. Therefore, the active power transmission is highly
robust.

Similarly, the VSG output reactive power equation can
be obtained as follows:

o - (E,-E+Q'D,)(E/X)) -
’ (1+(E/x;)D,)

According to (5), the reactive power distribution is af-
fected by the droop coefficient, the reactive power reference
value, and the transmission impedance. When the reactive
power of two VSGs with equal capacity is evenly distributed,
the droop coeflicients, reactive power setting values, and

» E/X; >

FIGURE 4: Reactive power closed-loop control diagram of the VSG.

transmission impedances of each VSG must be equal. When
the actual system is running, the system interference, the
nonlinearity of the power device, the parameter offset, and
the difference in connection impedance make it difficult to
meet the conditions for the orderly distribution of reactive
power.

2.2. Analysis of Current Circulation Characteristics of the VSG.
The output current characteristics of parallel VSGs are
analyzed in the fundamental wave frequency domain.
Equation (6) can be obtained from Figure 2.

(U120, = Zyjper Loy = E20,

] Uz20, = Zyjp1p = E2O, (6)

Igz+1,=1;= ELL.
¢ load
In the abovementioned equations, the transmission
impedance is the sum of the equivalent output impedance
and the connection line impedance, Z; = Z; + Zy;,;. If the
equivalent output impedance and connection line imped-
ance of the two VSGs are equal, the following equation can
be obtained:

I :UlLQI—U2492+ E

o ZZI 2Zload’
(7)
I U,20,-U, 26, . E
2 ZZI 2Zload.

When the equivalent output impedance of the VSG is
inductive and the connection line impedance is far less than
the equivalent output impedance, the transmission im-
pedance is approximately equal to the equivalent output
impedance, Z; = X;, and the following equation can be
obtained:



U260, -U,.0 E
ol = : 21'X 2 2"’22 =TIy + 1o
J o1 load

(8)
_U,26,-U, 20, N E
- ZJX 2Zload

IOZ :IH2+IOL2'

ol

According to equation (8), as the equivalent output
impedance of the two VSGs is inductive and equal and the
connection line impedance is much smaller than the
equivalent output impedance, the output current of the VSG
includes two components: the load current I,; and the
circulation current Ip. The load current is distributed
equally, and the circulating current is determined by the
output voltage amplitude difference, phase difference, and
equivalent output impedance of the parallel VSGs. [13].

The fundamental circulating current between two VSGs
is defined as follows:

I,-1, U6, -U,.06,
2 2jX '

I, =

(9)

ol

If the virtual voltage amplitude of the VSGs is equal,
there is only a phase difference, and the phase difference will
cause active power circulation, which will transfer active
current circulation from the advanced phase part to the
delayed phase part in the parallel VSGs. If the virtual voltage
phase of the VSG is equal, there is only an amplitude dif-
ference, and the reactive current circulation will flow from
the high-voltage amplitude part to the low-voltage ampli-
tude part. The output impedance of the VSG with high-
voltage amplitude is inductive, and the output impedance of
the VSG with low-voltage amplitude is capacitive. If both the
amplitude and phase of the output voltages of the two VSGs
are not equal, then the circulating current contains both
active and reactive components [14].

From the analysis of the current circulation character-
istics, it can be seen that the current circulation of the
parallel VSGs is suppressed by achieving the output voltage
and transmission impedance of the two VSGs is equal. The
suppression of the current circulation can also be realized by
increasing the equivalent output impedance.

3. Optimization Control Strategy of
Parallel VSGs

3.1. Introduction of Virtual Impedance. From the analysis in
the previous section, the active power and the reactive power

k,, +k,;
CsU (s) = { [(U* (s) - U(s))(%) —(I,(s) + U (s)Cs) ki pk o = U (5) =
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are decoupled by setting the transmission impedance to be
purely resistive or purely inductive, and this is the premise of
independent control of active power and reactive power.
Increasing the equivalent output impedance of the virtual
synchronous generator can reduce the current circulation
caused by the difference between the equivalent output
impedance and the connection impedance. To change the
transmission impedance characteristics of the VSG, the
output current of the grid side is used as the feedback, and a
virtual complex impedance consisting of resistance and
inductive components is introduced. The negative resistive
virtual impedance is used to reduce the resistive component
of transmission impedance, and the transmission impedance
is approximately purely inductive. It can reduce the coupling
of active power and reactive power transmission. The
positive inductive virtual impedance is introduced, the
transmission impedance increases, and the current circu-
lation caused by differences in the equivalent output im-
pedance and connection line impedance is reduced. After
introducing the virtual complex impedance, the voltage
compensation is shown as follows:

Uyg = RvdiZd - vadiZq’
. . (10)
{ Uy = quzzq + vaqzzd,

where R,; and R, ; are the virtual impedances in the dq
rotation coordinates. To reduce the resistive component of
the equivalent output impedance, the virtual impedance R,
takes a negative value, and L, and L, , are the virtual in-

ductive resistances in the dq coordinates [13].

To increase the control precision and control the current
circulation, the voltage-type VSG structure is adopted, and
the terminal voltage control loop is added after the power
control loop. The structure of the inner voltage and current
control loop with virtual complex impedance is shown as
Figure 5.

In Figure 5, k,, and K,; are the proportional (P) and
integral (I) gains of the voltage-loop PI controller, k;p is the
proportional gain of the current inner loop, kp,,, is the
converter gain, Z,(s) is the virtual complex impedance
(Z,(s) =R, + L,s), u* is the voltage-loop voltage command
value, u is the voltage-loop reference value after intro-
ducing the virtual impedance, u is the output voltage, i, is the
converter-side current, and i, is the grid-side output current.
A mathematical model of the output voltage can be estab-
lished according to Figure 5. When the virtual impedance is
not introduced, it can be written as follows:

(L15+R1)IZ(S)}}' (11)

Lis+R,
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FIGURE 5: Voltage and current loop structure after adding virtual impedance.
Equation (11) can be transformed into the following
equation:
U - [Kipk pum(Kups + K ) JU™ (5)

- 3 2 >

LyCS” + (ki pm + Ry )CS™ + (KoK pumkp + 1) + ik pinkei
(12)

(L1 + (Kipkpm + Ry )s|T (5)

ip™pwm

- 3
L,Cs” +(Kipk puom

It is equivalent to the following equation:

+ Rl)Cs2 +(k k

ip pwmkup + 1)5 + kipkpwmkui

where G (x) is the equivalent closed-loop voltage gain and
Z, (s) is the equivalent output impedance. These terms can

U(s) =GU () = Z (), (13) be written as follows:
G(s) = [Kipk pum (Fups + ki)
[L,CS* (Kipk puom + Ry )CS” +(Kipk by + 1) + ik puomkis|
(14)
7 (s) = [Lls2 +(kipkpwm + Rl)s]
’ [L,CS” +(Kipk pum + Ry )CS” +(Kipk puombonp + 1) + Kipk puei |

After adding the virtual impedance, the following
equation can be obtained:

U, (s)=U"(s) = Z,(s)I, (s). (15)
Substituting (16) into (13) gives
U(s) =G)[U" = Z,(s),] - Z, ()1,

: (16)
=G)U™ =[G()Z,(s) + Z,()]1,,

where G(s)Z,(s) + Z,(s) is the equivalent output imped-

ance after adding the virtual complex impedance and Z; (s)

is shown as the following equation:

Zy (s) = G()Z,(5) + Z, (). (17)

According to equation (15) and the parameters in Ta-
ble 1, the equivalent output impedance can be illustrated
using a Bode diagram without the added virtual impedance.
Figure 6 is the equivalent output impedance Bode diagram
for K,; =0, 100, 500, and 1000. It can be seen that when
K,; =0, the low-frequency equivalent output impedance is
resistive, and it is the complex impedance characteristic at
the fundamental frequency. When K,; = 500, the equivalent
output impedance is inductive at the fundamental fre-
quency. The larger the value of K,;, the wider the frequency

ui>

band that belongs to the inductive output impedance. After
the introduction of the virtual inductive impedance L,, the
equivalent output impedance is inductive at low and fun-
damental frequencies. The fundamental output impedance is
approximately equal to the virtual inductive impedance L,,
which weakens the effect of changes in the filter inductance
parameters on the output impedance. Therefore, the
equivalent output impedance at the fundamental frequency
can be designed by introducing a virtual complex impedance
to match the impedance of the parallel VSGs, and the aim of
improving power distribution accuracy and current circu-
lation suppression can be achieved.

When selecting the virtual negative impedance R,, the
power decoupling and system stability requirements must be
comprehensively considered. After introduction of the
virtual impedance, the equivalent output impedance of the
VSG at the fundamental frequency is approximately equal to
the virtual impedance, so the transmission impedance at the
fundamental frequency is given as follows:

Z (S) = Zv (S) + Zline (5) = (Rline + Rv) + S(Lline + Lv)
(18)

The formula R, = —Ry;,. is established, and active power
and reactive power transmission can achieve decoupling.



TaBLE 1: VSG parameters.

Parameter/unit Value
L,;/mh 5
R,/Q 0.1
Cluf 10
Ziine/Q 0.5 +0.06
L,/mh 1

kup 0.3

ki 600
Kpwm 250
R,/Q ~0.4

The resistive component of transmission impedance has
a damping effect on nonfundamental frequency distur-
bances. In the resistive component of transmission im-
pedance setting, both the power decoupling and the
nonfundamental frequency stability should be taken into
consideration. The equivalent output impedance of the VSG
after introducing the virtual impedance can be expressed as
follows:

Z(5) = Zy(8) + Zjjne (5),

(19)
=G(8)Z,(s)+ Z,(s) + Zjjpe (5).

The relationship between the output harmonic current
iz (s) and the voltage disturbance u, (s) is shown as follows:
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FIGURe 6: Equivalent output impedance Bode diagram with no
virtual impedance.

Therefore, the stability of the system can be analyzed by
identifying the distribution of the characteristic roots of the
characteristic equation. Combining (17), (18), and (20), the
following equation can be obtained:

W _ 1
o) 20 (20)
Y (s) = T(s)

T(s) = L1C53 +(k~ k + Rl)C52 +(kipkpwm

lp pwm

When Ry, = 0.5Q and L;;,,. = 0.4 mh, according to the
parameters in Table 1, the root locus of Y (s) with respect to
R, is shown in Figure 7. The pole S, determines the stability
of Y(S). As R, increases, S; moves to the right of the
complex plane and reaches the origin when R, = -0.5Q.
Therefore, |R,| should not be too large, it should be kept ata
certain difference with Ry, so as S; has a certain distance
from the imaginary axis, and the system has a certain
stability margin.

3.2. Reactive Power Loop Improvement. From the analysis in
the previous section, it is known that the transmission of
active power and reactive power is decoupled, when the
transmission impedance of the VSG is inductive. Due to the
integration link in the active power loop, the active power

[(Lines + Rine) T (8) + Kipk pum (Kuips + Ky ) (Lys + R,) + Ly 5™ +(Kipk i + Rl)s]’

(21)

Kup + 1) + ik ks

allocation of the parallel VSGs is related to the active power
reference value and the active power droop coefficient, and it
is not affected by the transmission impedance. The reactive
power distribution is affected not only by the droop coef-
ficient but also by the reactive power reference value and the
transmission impedance. At the same time, the load voltage
fluctuates because of the load fluctuation and the droop
characteristics of the reactive power loop. The fluctuations of
load voltage can be restrained, and the output voltage can be
stabilized within a certain range by introducing a negative
feedback link K, (E* — E) in the reactive power loop (here,
K, is the feedback coeflicient, E* is the reference value of the
load voltage, and E is the actual value of the load voltage).
The integral link is introduced into the power loop, and it
achieves the decoupling of reactive power and transmission
impedance.
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FIGUure 8: Improved virtual synchronous reactive power-voltage
control block diagram.
The improved reactive power control loop structure is
shown m F?gure. 8. 'When the sYSte_m is stable, the input of FIGURE 9: Structure of the inner voltage and current loop.
the integration link is 0. The expression of power and voltage
is shown as follows:
in (Q, -Q ) =K, (E - E) (22) DC source
From equation (22), it can be determined that the re- l_“_| _ '
active power distribution is related to the droop coefficient, L Ry Ly iigbe Rine Liine f2ape
reactive power reference value, and voltage feedback @ © ©
coeflicient. C = Ueahe )
.. .. . % —_l__ ucdql llldq
Itis independent of the transmission impedance. As long =
as the voltage feedback coefficients are equal and the reactive SPWM Imtam?nelou_s
power reference value and droop coefficient are set in inverse - power calcuation
proportion to the rated capacity, the ordered distribution of T cvdg Pl lQ
. R p*
reactive power can be achieved [15, 16]. Voltage and Voltage | u*| Improved VSG [~—
current control o command power loop Q
cdq
3.3. Structure of Optimization Control Strategy. A structure FiGure 10: Improved parallel virtual synchronization control

diagram of the inner voltage and current control loop is
shown in Figure 9. The terminal voltage is controlled in the
synchronous rotating coordinate system.

The terminal voltage loop adopts the PI regulator, the
current loop adopts the P regulator, and the decoupling
compensation is added to the controller to eliminate the
cross coupling of the dg-axis voltage and current, and it

strategy.

improves the system dynamic performance. In the figure, the
subscripts “d” and “g” indicate the synchronous rotation dq
coordinates, U4, and i, are the terminal voltage and



converter-side current in the synchronous rotation dq co-
ordinate system, and w is the virtual electrical angular
frequency of the VSG [17, 18].

The improved control strategy of parallel VSGs is illus-
trated in Figure 10. In the figure, L, is the output filter inductor,
R, is the sum of the internal resistance of the filter inductor and
the internal resistance of the power device, C is the filter ca-
pacitor, and Ly, and Ry, are the connection line impedances.
i1ape 18 the inductor current on the converter side, i,,,. is the
load current, and u_,,. is the voltage of capacitor.

The instantaneous power P and Q calculation formulas
are shown as equation (23), and the reference value U™ of the
midpoint voltage of the bridge arm is obtained by the im-
proved power loop.

P= I.S(ucdizd + ucqizq), (23)

Q = I'S(MCdiZd - ”cdiZq)’

where U, ; and U, are the d and q coordinate components of
the filter capacitor voltage U, while 7, ; and i), are the d and
q coordinate components of the load current i,.

Ignoring the role of the filter capacitor C, the rela-
tionship among the bridge midpoint voltage, terminal
voltage, and output current of the converter side is given
by equation (24). The relationships between voltage and
current in the dq coordinate system are given by equations
(25) and (26) [11].

dilabc
dr ’

)=l @
Ueq Ug iy |

sl
RI+ X [-X, R,

. (26)
Uy Ecosg
[ Uy :| [ Esing :|
wherei,; and i, are the output currents of the converter side
in the dq coordinate system, U; and U, are the dq-axis
components obtained by dq decomposition of the midpoint
voltage of the bridge arm using the terminal voltage vector
orientation, U, and U, are the dq-axis components of the
terminal voltage, Y is the filter impedance matrix, and X, is
the inductive reactance (X, = wL;). The phase angle ¢
represents the phase angle difference between the bridge
midpoint voltage vector and the terminal voltage vector,
which is equal to the integral of the difference between the
virtual rotor angular velocity w and the terminal voltage
electrical angular velocity w, of the virtual synchronous
control [18].

The reference value of the terminal voltage under the

synchronous rotation coordinates is shown as equation (25).
The terminal voltage is sent to inner the voltage current

Ucgbe = Ughe — Rlilubc - Ll (24)
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TABLE 2: System simulation parameters.

Parameter/unit Value
UV 600
u/v 380

J, D, 0.05, 15
D, 480
P*/kW 9

Q* /kvar 6
L,/mh 1
Py/kW 4
QyQo/kvar 3
Ll/mh, Rl/Q 5, 0.1
Lz/mh, R2/Q 4.8, 0.1
Ziine1/Q 0.45 +0.06]
Ziinea/ Q) 0.55+0.07j
R,/Q -0.2

control loop to get the modulation voltage, the control signals
of power components are obtained through sinusoidal pulse
width modulation, and power equipartitioning and circu-
lating current suppression of the parallel VSGs are realized.

4. Simulation and Experiment

The model of two parallel VSGs is constructed in the Matlab/
Simulink environment to verify the effectiveness of im-
proved control strategy. The main parameters are listed in
Table 2. The total simulation time of the system is 2 seconds.
From the start to 0.6, the first VSG runs alone, the other
VSG is connected at 0.6, and the first VSG exits at 1.2s.

Figure 11 shows the simulation results of the voltage,
current, and circulating current when two parallel VSGs are
running with the traditional control strategy and the im-
proved control strategy.

Figure 12 shows the output power results of two VSGs
with optimization control strategy.

Due to the influence of impedance differences, the cir-
culating current of parallel VSGs with traditional control
strategy is relatively large, and the reactive power equi-
partitioning cannot be achieved.

The dynamic current dividing response time of the
improved control strategy is shorter, the amplitude of the
circulating current is smaller in the steady state, and the
effect of reactive power distribution is significantly
improved.

The experimental platform of two parallel VSGs is shown
in Figure 13, and the main parameters of the experiment are
presented in Table 3. In the parallel VSGs experiment, the
public load is 3kW. During the experiment, an inverter
works alone at the beginning, and another VSG is connected
after a while.

Figure 14 shows the output current and circulating
current waveforms of two parallel VSGs with the traditional
control strategy and the improved control strategy. Com-
pared with the traditional control strategy, the improved
control strategy can respond more quickly, and the circu-
lating current is smaller.
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FiGure 11: Output voltage, current, and circulating current of two parallel VSGs: (a) traditional virtual synchronization control strategy;
(b) improved virtual synchronization control strategy.
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FIGURE 12: Output active power and reactive power of the parallel virtual synchronous control strategy: (a) traditional virtual syn-
chronization control strategy; (b) improved virtual synchronization control strategy.

FiGURE 13: Pictures of the test platform.
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TaBLE 3: Experimental parameters.
Parameter/unit Value
Uad V 600
kup 0.07
kui 5
Dy; 190
Ziner/ 0.4 +0.06]
Ziine2/ Q) 0.5+0.07]
L,/mh, R,/Q 5,0.1
Lz/mh, R2/Q 4.8, 0.1
L,/mh 1
u/v 380
J, Dy 0.02, 6
kip 2
K. 0.2
Qq/kvar 1
Py/kW 3
P*/kW 4
Q*/kvar 1
R,/Q -0.2
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FIGURE 14: Output current and circulating current of two parallel
VSGs: (a) traditional virtual synchronization control strategy; (b)
improved virtual synchronization control strategy.

5. Conclusions

In this paper, the problems of power equipartitioning and
circulating current suppression in the parallel operation mode
of VSGs were studied. The conclusions and requirements for
future work are as follows.
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(1) When multiple VSGs are connected in parallel, the
resistance and inductance characteristics of the
transmission impedance cause the coupling be-
tween reactive power and active power. The re-
active power distribution is affected by the droop
coeflicient, the reactive power reference value, and
the transmission impedance. The current circu-
lation of the parallel VSGs is affected by the de-
viation of output voltage and the value of
transmission impedance.

(2) The virtual complex impedance including a re-
sistive component and an inductive component is
introduced into the inner voltage and current
control loop. It reduces the coupling between
active power and reactive power, and it reduces
the disorderly distribution of power due to im-
pedance differences. The load voltage control loop
and integral part are introduced in the reactive
power link of the VSG, which reduce the deviation
of output voltage and restrain circulating current.

(3) According to the comparative analysis of the in-
fluence of control parameters and virtual complex
impedance on the equivalent output impedance, the
control parameters and virtual complex impedance
are selected.
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