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Irfan Kaymaz ("), Turkey

Vahid Kayvanfar (%), Qatar
Krzysztof Kecik (%), Poland
Mohamed Khader (%), Egypt
Chaudry M. Khalique {2, South Africa
Mukhtaj Khan (), Pakistan
Shahid Khan ("), Pakistan
Nam-Il Kim, Republic of Korea
Philipp V. Kiryukhantsev-Korneev (),
Russia

P.V.V Kishore(®, India

Jan Koci(2), Czech Republic
Toannis Kostavelis (), Greece
Sotiris B. Kotsiantis (=), Greece
Frederic Kratz(), France
Vamsi Krishna (9, India

Edyta Kucharska, Poland
Krzysztof S. Kulpa (), Poland
Kamal Kumar, India

Prof. Ashwani Kumar (), India
Michal Kunicki (%, Poland
Cedrick A. K. Kwuimy (), USA
Kyandoghere Kyamakya, Austria
Ivan Kyrchei (), Ukraine
Marcio J. Lacerda(»), Brazil
Eduardo Lalla(®), The Netherlands
Giovanni Lancioni (), Italy
Jaroslaw Latalski ("), Poland
Hervé Laurent (), France
Agostino Lauria (), Italy

Aimé Lay-Ekuakille (), Italy
Nicolas J. Leconte (#), France
Kun-Chou Lee ("), Taiwan
Dimitri Lefebvre (%), France
Eric Lefevre (I°), France

Marek Lefik, Poland

Yaguo Lei (), China

Kauko Leiviska (%), Finland
Ervin Lenzi (%), Brazil
ChenFeng Li(%), China

Jian Li(), USA

Jun Li(®, China

Yueyang Li(2), China

Zhao Li(»), China

Zhen Li(, China

En-Qiang Lin, USA

Jian Lin (%), China

Qibin Lin, China

Yao-Jin Lin, China

Zhiyun Lin (%), China

Bin Liu(®), China

Bo Liu(), China

Heng Liu (), China

Jianxu Liu (), Thailand

Lei Liu@®), China

Sixin Liu (), China

Wanquan Liu(#), China

Yu Liu(®), China

Yuanchang Liu (), United Kingdom
Bonifacio Llamazares (2, Spain
Alessandro Lo Schiavo (1), Italy
Jean Jacques Loiseau (), France
Francesco Lolli(1»), Italy

Paolo Lonetti (), Italy

Antoénio M. Lopes (), Portugal
Sebastian Lopez, Spain

Luis M. Lépez-Ochoa (%), Spain
Vassilios C. Loukopoulos, Greece
Gabriele Maria Lozito (1), Italy
Zhiguo Luo (), China

Gabriel Luque (), Spain
Valentin Lychagin, Norway
YUE MEI, China

Junwei Ma (>, China

Xuanlong Ma (), China
Antonio Madeo (1), Italy
Alessandro Magnani (), Belgium
Toqeer Mahmood (i), Pakistan
Fazal M. Mahomed (1), South Africa
Arunava Majumder (), India
Sarfraz Nawaz Malik, Pakistan
Paolo Manfredi (), Italy

Adnan Magsood (%), Pakistan
Muazzam Magqsood, Pakistan
Giuseppe Carlo Marano (), Italy
Damijan Markovic, France
Filipe J. Marques (), Portugal
Luca Martinelli(®), Italy

Denizar Cruz Martins, Brazil
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Francisco J. Martos (), Spain

Elio Masciari (), Italy

Paolo Massioni ("), France
Alessandro Mauro (1), Italy
Jonathan Mayo-Maldonado (), Mexico
Pier Luigi Mazzeo (1), Italy

Laura Mazzola, Italy

Driss Mehdi("), France

Zahid Mehmood (), Pakistan
Roderick Melnik (%), Canada
Xiangyu Meng (), USA

Jose Merodio (%), Spain

Alessio Merola (), Italy

Mahmoud Mesbah (), Iran
Luciano Mescia (), Italy

Laurent Mevel (), France
Constantine Michailides (), Cyprus
Mariusz Michta (), Poland

Prankul Middha, Norway

Aki Mikkola (%), Finland

Giovanni Minafo (1), Italy
Edmondo Minisci (), United Kingdom
Hiroyuki Mino (i), Japan

Dimitrios Mitsotakis (*), New Zealand
Ardashir Mohammadzadeh (), Iran
Francisco ]. Montdns (|2}, Spain
Francesco Montefusco (1), Italy
Gisele Mophou (%), France

Rafael Morales (%), Spain

Marco Morandini (), Italy

Javier Moreno-Valenzuela (2, Mexico
Simone Morganti (), Italy

Caroline Mota (), Brazil

Aziz Moukrim (i), France

Shen Mouquan (%), China

Dimitris Mourtzis(*), Greece
Emiliano Mucchi (), Italy

Taseer Muhammad, Saudi Arabia
Ghulam Muhiuddin, Saudi Arabia
Amitava Mukherjee (), India

Josefa Mula (%), Spain

Jose ]. Mufioz(2), Spain

Giuseppe Muscolino, Italy

Marco Mussetta (), Italy

Hariharan Muthusamy, India
Alessandro Naddeo (1), Italy

Raj Nandkeolyar, India

Keivan Navaie (), United Kingdom
Soumya Nayak, India

Adrian Neagu (), USA

Erivelton Geraldo Nepomuceno (), Brazil
AMA Neves, Portugal

Ha Quang Thinh Ngo (), Vietnam
Nhon Nguyen-Thanh, Singapore
Papakostas Nikolaos (), Ireland
Jelena Nikolic (%), Serbia

Tatsushi Nishi, Japan

Shanzhou Niu (), China

Ben T. Nohara (5, Japan
Mohammed Nouari (), France
Mustapha Nourelfath, Canada
Kazem Nouri(#), Iran

Ciro Nufez-Gutiérrez (1), Mexico
Wlodzimierz Ogryczak, Poland
Roger Ohayon, France

Krzysztof Okarma (1), Poland
Mitsuhiro Okayasu, Japan

Murat Olgun (), Turkey

Diego Oliva, Mexico

Alberto Olivares (), Spain

Enrique Onieva(:), Spain

Calogero Orlando (%), Italy

Susana Ortega-Cisneros(2), Mexico
Sergio Ortobelli, Italy

Naohisa Otsuka (%), Japan

Sid Ahmed Ould Ahmed Mahmoud (),
Saudi Arabia

Taoreed Owolabi (%), Nigeria
EUGENIA PETROPOULOU (5), Greece
Arturo Pagano, Italy
Madhumangal Pal, India

Pasquale Palumbo (1), Italy

Dragan Pamucar, Serbia

Weifeng Pan (%), China

Chandan Pandey, India

Rui Pang, United Kingdom

Jurgen Pannek (©), Germany

Elena Panteley, France

Achille Paolone, Italy
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George A. Papakostas(2), Greece
Xosé M. Pardo (), Spain

You-Jin Park, Taiwan

Manuel Pastor, Spain

Pubudu N. Pathirana (i), Australia
Surajit Kumar Paul (%), India

Luis Paya (), Spain

Igor Pazanin (2), Croatia

Libor Pekaf (), Czech Republic
Francesco Pellicano (1), Italy
Marecello Pellicciari (), Italy

Jian Peng (), China

Mingshu Peng, China

Xiang Peng (), China

Xindong Peng, China

Yuexing Peng, China

Marzio Pennisi(?), Italy

Maria Patrizia Pera (), Italy
Matjaz Perc(]), Slovenia

A. M. Bastos Pereira (1), Portugal
Wesley Peres, Brazil

F. Javier Pérez-Pinal (©), Mexico
Michele Perrella, Italy

Francesco Pesavento (1), Italy
Francesco Petrini (), Italy

Hoang Vu Phan, Republic of Korea
Lukasz Pieczonka (), Poland
Dario Piga (), Switzerland

Marco Pizzarelli (), Italy

Javier Plaza (), Spain

Goutam Pohit (), India

Dragan Poljak (i), Croatia

Jorge Pomares (), Spain

Hiram Ponce (2}, Mexico
Sébastien Poncet (), Canada
Volodymyr Ponomaryov (), Mexico
Jean-Christophe Ponsart (), France
Mauro Pontani (), Italy
Sivakumar Poruran, India
Francesc Pozo (2}, Spain

Aditya Rio Prabowo (©2), Indonesia
Anchasa Pramuanjaroenkij (), Thailand
Leonardo Primavera (), Italy

B Rajanarayan Prusty, India

Krzysztof Puszynski (%), Poland
Chuan Qin (), China

Dongdong Qin, China

Jianlong Qiu (), China

Giuseppe Quaranta (), Italy

DR. RITU RAJ (), India

Vitomir Racic(), Italy

Carlo Rainieri (), Italy
Kumbakonam Ramamani Rajagopal, USA
Ali Ramazani(), USA

Angel Manuel Ramos (%), Spain
Higinio Ramos (2}, Spain
Muhammad Afzal Rana (%), Pakistan
Muhammad Rashid, Saudi Arabia
Manoj Rastogi, India

Alessandro Rasulo (9, Italy

S.S. Ravindran (), USA
Abdolrahman Razani (), Iran
Alessandro Reali (), Italy

Jose A. Reinoso(2), Spain

Oscar Reinoso (2}, Spain

Haijun Ren (), China

Carlo Renno (19, Italy

Fabrizio Renno (1), Italy

Shahram Rezapour (), Iran
Ricardo Riaza ([, Spain

Francesco Riganti-Fulginei (), Italy
Gerasimos Rigatos (), Greece
Francesco Ripamonti (), Italy
Jorge Rivera(ls), Mexico

Eugenio Roanes-Lozano (2}, Spain
Ana Maria A. C. Rocha((?), Portugal
Luigi Rodino (9, Italy

Francisco Rodriguez (), Spain
Rosana Rodriguez Lopez, Spain
Francisco Rossomando (1)), Argentina
Jose de Jesus Rubio (i), Mexico
Weiguo Rui(), China

Rubén Ruiz (), Spain

Ivan D. Rukhlenko (1), Australia
Dr. Eswaramoorthi S. (%), India
Weichao SHI(%), United Kingdom
Chaman Lal Sabharwal (), USA
Andrés Séez (), Spain
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Bekir Sahin, Turkey
Laxminarayan Sahoo (), India
John S. Sakellariou (%), Greece
Michael Sakellariou (), Greece
Salvatore Salamone, USA

Jose Vicente Salcedo (), Spain
Alejandro Salcido (), Mexico
Alejandro Salcido, Mexico
Nunzio Salerno (i), Italy

Rohit Salgotra (), India
Miguel A. Salido (), Spain
Sinan Salih (), Iraq
Alessandro Salvini (), Italy
Abdus Samad (), India

Sovan Samanta, India
Nikolaos Samaras (), Greece
Ramon Sancibrian (%), Spain
Giuseppe Sanfilippo (1), Italy
Omar-Jacobo Santos, Mexico

] Santos-Reyes (), Mexico
José A. Sanz-Herrera(), Spain
Musavarah Sarwar, Pakistan
Shahzad Sarwar, Saudi Arabia
Marcelo A. Savi(), Brazil
Andrey V. Savkin, Australia
Tadeusz Sawik (), Poland
Roberta Sburlati, Italy
Gustavo Scaglia (2), Argentina
Thomas Schuster (), Germany
Hamid M. Sedighi (", Iran
Mijanur Rahaman Seikh, India
Tapan Senapati(), China
Lotfi Senhadji(®), France
Junwon Seo, USA

Michele Serpilli, Italy

Silvestar Sesni¢ (), Croatia
Gerardo Severino, Italy

Ruben Sevilla (%), United Kingdom

Stefano Sfarra(), Italy

Dr. Ismail Shah (%), Pakistan
Leonid Shaikhet (), Israel

Vimal Shanmuganathan (), India
Prayas Sharma, India

Bo Shen (), Germany

Hang Shen, China

Xin Pu Shen, China

Dimitri O. Shepelsky, Ukraine
Jian Shi(#, China

Amin Shokrollahi, Australia
Suzanne M. Shontz (), USA
Babak Shotorban (), USA
Zhan Shu(?), Canada

Angelo Sifaleras (), Greece
Nuno Simdes (2, Portugal
Mehakpreet Singh (1), Ireland
Piyush Pratap Singh (®), India
Rajiv Singh, India

Seralathan Sivamani(), India
S. Sivasankaran (i), Malaysia
Christos H. Skiadas, Greece
Konstantina Skouri (%), Greece
Neale R. Smith (%), Mexico
Bogdan Smolka, Poland
Delfim Soares Jr.(), Brazil
Alba Sofi(1»), Italy

Francesco Soldovieri (), Italy
Raffaele Solimene (1), Italy
Yang Song(5), Norway

Jussi Sopanen (%), Finland
Marco Spadini (), Italy

Paolo Spagnolo (), Italy
Ruben Specogna (), Italy
Vasilios Spitas(2), Greece
Ivanka Stamova (), USA
Rafal Stanistawski (), Poland
Miladin Stefanovié¢ (), Serbia
Salvatore Strano (1), Italy
Yakov Strelniker, Israel
Kangkang Sun (), China
Qiugin Sun(?), China
Shuaishuai Sun, Australia
Yanchao Sun (), China
Zong-Yao Sun(), China
Kumarasamy Suresh (%), India
Sergey A. Suslov (2, Australia
D.L. Suthar, Ethiopia

D.L. Suthar (%), Ethiopia
Andrzej Swierniak, Poland
Andras Szekrenyes (), Hungary
Kumar K. Tamma, USA
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This paper shows the health monitoring and assessment of a three-phase induction motor in abnormal conditions using a machine
learning algorithm. The convolutional neural network (CNN) and recurrent neural network (RNN) algorithms are the prominent
methods used in machine learning algorithms, and the combined method is known as the CRNN method. The abnormal
conditions of a three phase-induction motor are represented by three-phase faults, line-to-ground faults, etc. The pattern of fault
current is traced, and key features are extracted by the CRNN algorithm. The performance parameters like THD (%), accuracy,
and reliability of abnormal conditions are measured with the CRNN algorithm. The assessment of abnormal conditions is being
realized at the terminals of a three-phase induction motor. A fuzzy logic controller (FLC) is also used to assess such abnormalities.
It is observed that performance parameters are found to be better with the CRNN method in comparison to CNN, RNN, ANN,
and other methods. Such a realization makes the system more compatible with abnormality recognition.

1. Introduction

Induction motors are one of the most versatile and fre-
quently used variable-speed drives for industrial and do-
mestic applications. Normally, the three-phase supply-based
induction motor is used to drive heavy loads. The major
challenge with the induction motor is maintaining the
normal supply. The changing loads, fault conditions, and
overspeeding affect the supply and create abnormalities that
can be assessed using the machine learning algorithm. The

monitoring aspect of machine failure diagnostics is im-
portant, and for recognizing a failure in mechanical systems,
classifying the error, and recognizing group faults, nu-
merous sensors are installed to gather information from
thermal imaging or vibration. Afterward, these data are
analyzed to see whether a defect has occurred or not, and if
so, what kind of fault it is.

Traditionally, to identify a machine’s malfunction, a
sensor is required for signal acquisition, feature selection,
and fault categorization, as well as extraction. Sensing data
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acquisition entails gathering sensor data while the device in
use is active. Conventional extracted features include
original sensor data from time data in both the temporal and
frequency domains. A new framework for deep learning is
proposed to achieve very accurate machine fault detection
and to understand how to facilitate and expedite deep neural
network training networks. In comparison to current
techniques, the suggested technique is more accurate and
quicker to train. The initial sensor data are utilized using
wavelet transformation to turn the data into pictures, fol-
lowed by assembling the time-frequency distributions. Then,
a trained network is applied to extract more fundamental
features, including the time-frequency label [1-5]. The
higher tiers of the algorithm are then fine-tuned using
photographs and neural network design. The document
causes a bug in the system, in which experiments and a
diagnosis pathway are used to confirm the pipeline’s effi-
ciency and applicability in general on three fundamental
mechanical data sets containing gearboxes, induction mo-
tors, and bearings with three-time series samples of different
sizes [6-11].

The proposed method can be used to diagnose faults in
rotary machine systems’ exterior bearings and uses deep
learning and information fusion. The suggested method
takes as its direct input raw signals from various phases of
the motor current, from which features are then retrieved.
Afterward, CNN classifies each feature set separately for the
network of neurons. An innovative decision-level infor-
mation fusion strategy is presented to combine data from all
of the used convolutional neural networks in order to im-
prove classification accuracy. CNN provides higher accuracy
in its image recognition pattern and a better approach to
automatically detecting important features without any
human supervision. On the contrary, RNN produces the
sequential output, which depends on time-sequence events.
Decision-level data processing has difficulty because of
straightforward pattern categorization problems that can be
efficiently solved by well-known supervised learning algo-
rithms. The suggested fault diagnosis product’s efficacy is
validated by tests that used genuine bearing fault signals
[12-14]. This work describes a technique for identifying
bearing defects and tracking bearing deterioration in electric
motors. The method collects fault features that reflect var-
ious faults based on signal kurtosis and cross-correlation,
and the characteristics are then integrated to create a health
index using hierarchical clustering and a semisupervised k-
nearest neighbour distance measure. Experiments with a
computer cooling fan motor bearing and a simulator for
machinery faults were used to validate the method. The
technique can locate defects under masking noise and di-
agnose faults in their early stages. Additionally, it offers a
health index that monitors fault degeneration while ex-
cluding intermittent defects. Furthermore, inaccurate ref-
erence data are not necessary [15-18]. In theory,
sophisticated artificial intelligence-based systems provide
early fault identification, but their complexity conflicts with
instant messaging are fundamental characteristics.

This manuscript utilizes the motor current signature,
which is already present in standard drives, and proposes a
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combination of simulations and upsampling to practice the
neural network effectively without any need for numerous
broken prototypes, which is the main obstacle to industrial
viability [19-22]. Deep conviction systems for biomedical
applications using intuitive procedures with a cross-point
approach are analyzed. The mechanism of the Internet of
things (IoT) integrated with radio frequency identification
(RFID) technology for healthcare systems gives fruitful
information. Biomedical signals for healthcare using
Hadoop infrastructure with artificial intelligence and fuzzy
logic interpretation show the health analysis [23-25]. An
induction motor driven by an inverter and its diagnosis
using a machine learning algorithm are well analyzed. With
the help of growing curvilinear component analysis, the
stator of an induction motor helps to track the fault at the
grid terminal. A diagnosis of the IGBT converter and current
sensor fault for the inverter-driven induction motor using
the online Simulink method is well explained in [26-28].

2. Mathematical Modeling of Three-phase
Induction Motor

The mathematical modeling of a three-phase induction
motor is designed in the d-q reference frame coordinates.
The conversion of three-phase coordinates to (d—q) coor-
dinates is assessed using the Clarke and Park transformation.
In the Clarke transformation, three-phase (a, b, and c¢)
coordinates are converted into stationary reference coor-
dinates (a—f). A further Park transformation is used to
convert the stationary reference coordinates (a—f) into
synchronous reference frame coordinates (d—g). The
mathematical modeling of a three-phase induction motor is
represented as

) d

Vsd = Rslsd + E(de - ws¢sq
) d

Vsq = Rslsq + %(psq + ws(/)sq
) d

Vrd = errd + 5¢rd - wr¢rq

V= Ry + %prq + w0, (1)
Goq = Lyigg + Lyyiyg
$ug = Leiog + Linirg
g =L, g+ L,iy
brq = Lirg + Linisg
where V; and i, are d-axis stator voltage and stator current,

respectively. V., ; and i,; are d-axis rotor voltage and rotor
current, respectively. V., and i, are g-axis stator voltage and
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stator current, respectively. Vig and i,y are g-axis rotor
voltage and rotor current, respectively.
The torque equation is given by

(2)

dt

Electromagnetic torque is given by
Te = p((psdisq - ¢5qisd)’ (3)

where p is the pole pair.
The general structure of a grid-connected three-phase
induction motor is shown in Figure 1.

3. Design of the Convolution Neural
Network (CNN)

CNN is defined as a product of the two inputs in the real-
time domain. A particular kind of feedforward neural
network is the convolutional neural network (CNN). It can
be used for target recognition, segmentation, and image
classification, among other things. The CNN model is dif-
ferent from other neural networks in that it has convolu-
tional and pooling layers. The feedforward network can be
illustrated as a function, as given in the following equation:

Y= (X, f) (4)

where X = [X), X, X3, 00X are inputs  vectors.
Y = [¥)1> ¥2> V3» ¥ are output vectors. f is the faulty
current at the different level.

The convolution layer’s goal is to derive local charac-
teristics from input data, as shown in the following equation:

Y = conv(Y, f). (5)

Yy = conv (Y, convf). (6)

Conv is a convolution layer, Yr is a set of extracted
features, and extraction of the convolution layer from X. Yyis
the set of extracted features after the pooling layer. CNN has
Softmax layers to integrate and categorize features as part of
a classification model. The compressed features of the output
are given as Yy, as shown in the following equation:

Y = pool (Y, poolf),

7
Y = Soft max (FC, (Y g, poolf)). @)

The architecture of CNN with a pooling layer is shown in
Figure 2, and data extraction from Table 1 process is shown
in Figure 3.

4. Design of the Recurrent Neural
Network (RNN)

RNNs are a variety of feedforward neural networks . RNN is
most often used for data that has a sequence, for example in
speech recognition and translation software. A popular RNN
model was the LSTM LSTM-RNN, which uses memory cells
to retain long-term data to address the issue of vanishing
gradients. As a classification algorithm, LSTM-RNN

FAULTS

STATOR

N

FIGURre 1: Structure of a grid-connected three-phase induction
motor [6].

Grid
terminal

additionally includes Softmax layers as well as full levels [22].
The architecture of the RNN is shown in Figure 4. The
normalized output of the RNN is represented mathemati-
cally, as shown in the following equation:

Yy = Soft max (F)C (LSTM (Y g, poolf)). (8)

5. Design of the Convolution Recurrent Neural
Network (CRNN)

CRNN is a combination of CNN and RNN. The effectiveness
of CNN-based models in utilizing geographic information
characteristics, such as those seen in photographs, is good.
CNN, unfortunately, is unable to handle sequential data.
RNN-based models, on the other hand, excel at modeling
sequential data, such as texts. A novel model called CRNN is
suggested, which combines CNN and RNN and is influenced
by their traits. The characteristics of the inputs are extracted
by the CNN, and the retrieved features are further processed
by the RNN to lessen the dependence on variables under
various variable situations. By eliminating the ambiguity and
boundary conditions of the images, it investigates the op-
tions one at a time [22]. The general equations of CRNN are
listed in the following equations:

i,= 0 (W), x+Uph,_ +b,), 9)
f= 0 (W)gX+Ugh, +bp), (10)
0;= 0(W)gyX+Ugphi_;+b,), (11)
g,= tanh (W) x+Ugh,+b,), (12)
¢ =fioc | +io g, (13)
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Fully
Connected
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FIGURE 2: Architecture of the CNN [1].

4
Convolution
Input
Features
extraction
TABLE 1: Fault level at various conditions.
Level (f) L1 L2 13 L4 L5 Le L7 L8 L9

Three-phase fault 1 0 1 0 1 1 1 0 O
Linetogroundfault 0 1 1 1 0 0 1 1 0
Line to line fault 1 1 0 0 0 1 1 1 0

OUTPUT Data

Data Extraction

Characterization

FiGgure 3: Data extraction of the CNN [2].

h, = o, o tanhc,, (14)
where t is the LSTM step. xt is the input data. ht is the hidden
data. ct is the cell state. it, ft, and ot are the input gate, forget
gate, and output gate, respectively. Ws, Us, and bs are the
weights and bias. o, tanh, ° are sigmoid functions, hyperbolic
tangents, and multiplicators, respectively. The mixed solu-
tion of CNN and RNN in mathematical form for evaluating
the various fault conditions of a three-phase induction
motor is shown as

Y = Soft max (FC (LSTM (Y g, poolf),

15
conv (Y, convf), pool (Y, poolf). (15)

The architecture of the problem solution of CRNN is
shown in Figure 5. The forget gate is mathematically
represented by ¢,/ = f,oc,_;, which means that it is the dot
product of the convolution of two inputs. While taking the
dot product of two inputs, a few elements are removed from
the output, which can be forgotten. LSTM is a long short-
term memory that is an extended part of an RNN, and it
occurs when gradient failure.

6. Result and Performance Analysis of the
Abnormal Condition

In previous sections, the designs of CNN, RNN, and CRNN
have been discussed in detail. Now, the performance parameters
like THD (%), accuracy, and reliability will be estimated for the
performance analysis of the single and multilabeling data. The
comparison of THD (%) of fault current for single and mul-
tilabeling data is shown in Table 2. Such a graphic comparison is
also depicted in Figure 6. In the same way, a comparison of the
accuracy of fault current for single and multilabeling data is
shown in Table 3 for the precision of 1.2% and 1.9%. Such a
graphic comparison is also depicted in Figure 7.

In the same way, a comparison of the reliability of fault
current for single and multilabeling data is shown in Table 4
for the precisions of 1.2% and 1.9%. Such a graphic com-
parison is also depicted in Figure 8.

It is observed that in Figures 6-8, the least and improved
values of THD (%), accuracy, and reliability are attained with
CRNN in comparison to CNN, RNN, and ANN [19]. THD is
defined as total harmonic distortion, which is represented as

1

THD = 4|~ - 1, (16)

g

where g is the distortion factor, which is given in the fol-
lowing equation:

_ (XOI)rms

X (17)

g

rms

where X, is the fundamental harmonic component, and
X1 is the rms input value.

7. Conclusion

This study uses a machine learning method to monitor and
evaluate a three-phase induction motor’s health when it is in an
aberrant state. The CRNN approach, which combines the well-
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TaBLE 2: Comparison of THD (%) of fault current with various methods.

Data CRNN CNN RNN ANN [19]

Single label 5.66 7.98 8.98 10.33
Multilabel 6.12 8.97 9.98 11.22

CRNN CNN RNN ANN [19]

m Single label
B Multi-label

FIGURE 6: Graphical comparison of THD (%) with various methods.

TaBLE 3: Comparison of the accuracy of fault current with various methods.

Dat 1.2% precision 1.9% precision
ata
CRNN CNN RNN ANN [19] CRNN CNN RNN ANN [19]
Single label 1.36 2.36 2.66 3.69 1.56 2.98 3.78 4.65
Multilabel 1.45 2.89 3.21 4.23 1.61 291 3.06 4.02
1.2% precision
CRNN
6
1.9% precision 1.2% precision
ANN [19] CNN
1.9% precision 1.2% precision
RNN RNN
1.9% precision 1.2% precision
CNN ANN [19]
1.9% precision
CRNN
—— Single Label
—— Multi Label
FIGURE 7: Graphical comparison of reliability with various methods for different precision values.
TasLE 4: Comparison of reliability of fault current with various methods.
Dat 1.2% precision 1.9% precision
ata
CRNN CNN RNN ANN [19] CRNN CNN RNN ANN [19]

Single label 1.12 2.33 2.99 412 1.03 2.94 3.66 4.63

Multilabel 1.23 2.64 3.33 5.12 1.16 2.98 3.89 4.88
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FIGURE 8: Graphical comparison of accuracy with various methods for different precision values.

known CNN and RNN algorithms, is one of the main machine
learning algorithms. Three-phase faults and line-to-ground
faults, are some of the abnormal conditions of a three-phase
induction motor. By using the CRNN technique, the fault
current’s pattern is tracked and its main features are retrieved.
With the CRNN algorithm, performance metrics including
THD (%), accuracy, and reliability of abnormal conditions are
measured. Also, the performance metrics including THD (%),
accuracy, and reliability of abnormal conditions are measured.
This abnormal condition assessment is realized at the terminals
of a three-phase induction motor. An artificial neural network
(ANN) is also used to evaluate this irregularity. When compared
to ANN, RNN, CNN, and other approaches, the CRNN method
is proven to have better performance metrics. This realization
improves the system’s ability to detect abnormalities.

8. Future Scope

It is also a possibility that performance parameters like THD
(%), accuracy, and reliability of abnormal conditions can be
improved by using other advanced methods for the perfect
recognition of abnormal conditions in induction motors.
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Power quality (PQ) is a key issue, particularly for technologically advanced process equipment, whose performance mainly
depends on the quality of supply. Problems with PQ such as voltage swells/sags, interruptions, and harmonics are defined by any
voltage, current, or frequency abnormalities causing damage or failure of the end-user equipment. Outages and interruptions lead
to malfunctioning of end-user equipment or sensitive loads, such as diagnostic equipment in healthcare facilities, clinics, ed-
ucational institutions, and detention centers, while further increasing significant economic losses. Custom power devices (CPDs)
are recommended for enhancing power quality, and the best and most economical solution is considered to be the dynamic
voltage restorer (DVR). Several methods are suggested to improve the PQ by using the dynamic voltage restorer; among them,
most encouraging ways are to use a multilevel inverter (MLI) in the dynamic voltage restorer. This article combines the latest work
of the literature, as well as a detailed discussion on PQ issues of the grid-integrated renewable energy sources (RESs), DVR
principle with its operating procedures, system components, energy storage-based DVR topologies, DVR control unit, and DVR
power converter-based topologies. In addition, synthesis of energy storage, control strategies, and multilevel inverters for DVR.

This review benefits those interested in investigating DVR as a relevant and comprehensive reference.

1. Introduction

In the smart era, microprocessor-controlled devices or
digital, electronic, and nonlinear devices are extensively used
in all sectors of the industry. Nearly all these devices are
sensitive, have electrical supply disruptions at any minute,
and cannot be operated properly. In addition, several
supplies have also been increased, which degrades power
quality (PQ). Problems that happen because of inadequate
power quality are data errors, automatic resets, memory
losses, UPS alarms, equipment failures, software corrup-
tions, circuit board failures, power supply problems, and
overheating of electrical distribution systems. Considering
these realities, PQ has become progressively critical. Not
only PQ issues but also the issues related to voltage are also

most important from sensitive nonlinear loads and end-
users [1, 2].

The use of sensitive loads such as diagnostic equipment
in health centers, educational institutions, and detention
centers over several years has been fourfold, which leads to a
concern with the quality of power of sensitive loads [3]. If
power quality is insufficient, serious economic losses, losses
in manufacturing, outage of sensitive and critical loads, and
lack of information could have serious consequences [4].
Consequently, high power quality is essential for utilities,
customers, and producers of electrical appliances too. The
essential power quality issues include voltage swells, sags,
harmonics, transients, flickers, fluctuations, and interrup-
tions [5]. These are discussed in the next section. The
sensitive and critical loads must prevent these issues in terms
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of power quality and voltage disturbances. In this regard, a
wide range of solutions has been introduced including the
best and most efficient solution for the compensation and
mitigation of voltage disturbance known as custom power
devices (CPDs) [6]. They act as compensating devices, each
with its own control and application. CPDs such as a par-
allel-connected distribution static synchronous compensa-
tor (DSTATCOM), are used for correcting the power factor;
for voltage compensation, the dynamic voltage restorer
(DVR) is used and is connected in series; a parallel-series
connected unified power quality conditioner (UPQC) can
simultaneously inject voltage in series and current in par-
allel; however, UPQC and DSTATCOM are larger and more
expensive, rather than DVR [7]. In modern power systems,
the most serious and usual power quality issues are voltage
sags, and DVR is used as the least expensive voltage sag
solution [8].

When a voltage disturbance occurs on the supply side,
the DVR supplies the required voltage to the load side. The
DVR also protects from supply-side disturbances to sensitive
and critical loads [9, 10]. This means that the DVR is im-
portant to compensate for voltage sags and to protect the
sensitive load. The DVR is the best CPD since it has low
costs, has small sizes, and can respond quickly to voltage
disturbances. As an example, the DVR installation cost for
the 2-10MVA power supply is USD 300/kVA, while
uninterruptible power supplies (UPSs) installation costs are
USD 500/kVA. The servicing and operating costs of DVR are
approximately 5% of its capital investment; however, it is
much higher (about 15%) [1]. UPQCis a DSTATCOM-DVR
combination with two power converters; hence, the struc-
ture of the DVR is, therefore, less than UPQC. DVR and
DSTATCOM are closely related; however, DVR is used to
protect the sensitive loads from supply interruptions,
whereas DSTATCOM is used to protect critical loads from
load-side disturbances. Furthermore, the DVR quickly (less
than 1/4 cycle) responds to voltage disturbances, unlike
other CPDs, such as the static VAR compensator (SVC) (2-3
cycle) [11].

Many topologies of DVR from different points of view of
energy storages, power converters, and control systems have
been investigated to improve power quality, cut costs, and
improve the performance of DVR [12]. Furthermore, it has
become widely attractive to modify DVR topology and
integrate renewable energy resources with the DVR. Some
general reviews on DVRs were carried out that a detailed
study is lacking on modified DVR configurations and in-
tegration with renewable energy [13, 14]. Significant re-
search is being conducted on DVR innovation and is now
advanced but not many of the survey papers in the published
literature are accessible. Remya et al. reviewed the DVR and
reported on the challenges of the DVR systems [15]. Farhadi-
Kangarlu et al. reported the combined overall DVR topol-
ogies, compensation techniques, and control strategies [16].
Significant research development in DVR technology for
fifteen years after the first installation of DVR was published
by El-Gammal et al. [17]. This paper intends to give a
comprehensive evaluation of different components of DVR
structure, as well as the integration of distributed
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generations into multi-inverter-based DVR. This article
provides a significant contribution in the following ways:

(i) Discussion of the power quality difficulties associ-
ated with RES integration into the grid

(ii) To understand the working principles of DVR, the
basic components, alternative DVR topologies from
an energy storage approach, DVR control units, and
DVR compensation techniques are provided

(iii) Discussion and extensive study of different grid-
connected multilevel inverters, as well as multilevel
inverter-based DVR integration with distributed
generation, for optimizing voltage profile

Engineers and researchers working on the issues of
power quality and the mitigation of voltage disturbances will
be able to use them on an extensive basis.

The remainder of the article is organized accordingly.
Section 2 describes the power quality problems of RES
connected to the grid, grid-integrated RES requirements, PQ
standards, classifications, causes, and effects. The most
important custom power device and applications have also
been clarified. In Section 3, the principle of DVR and its
various operating modes, DVR circuit components, and
DVR topologies are presented from the point of view of
energy storage. Following this, Section 4 reviews DVR
control units and compensating techniques. The analysis of
various grid-tied multilevel inverters with their advantages
and disadvantages along with their performance indices and,
finally, an elaborated review on multilevel inverter-based
DVRs are provided in Section 5; the conclusions and scope
of future work are given in Section 6.

2. Power Quality Issues in Grid-Connected
Renewable Energy Sources

There is considerable global attention to the utilization of
renewable energy sources (RESs) for electricity generation.
This is because of the negative environmental effects of fossil
fuels being burned to convert energy, which emits an
enormous amount of CO, and other greenhouse gases into
the air. Figure 1 depicts a few of the renewable energy
sources.

Renewable energy use rose by 3 percent as the demand
for all other fuels declined, according to the IEA, Paris
World Energy Review 2021 [18]. The main driver was a 7
percent increase in renewable energy generation. Renewable
energy accounts for a 29% share of global electricity pro-
duction in 2020, up from 27% in 2019. In 2021, the pro-
duction of renewable energy will be more than 8%
expanding to 8,300 TWh, the fastest growth year-on-year
since the 1970s. Two-thirds of the renewable energy growth
will be supported by solar PV and wind. The growth of
renewable energy alone in China in 2021 was almost half
expected, followed by the USA, the EU, and India shown in
Figure 2. The wind is set to grow by 275 TWh (almost 17
percent), the greatest increase in renewable energy pro-
duction, which is significantly higher than in 2020. China
will remain the biggest market for PV, and there is expansion
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FIGURE 2: Worldwide increased technology and renewable power generation in 2020-2021.

in the United States with ongoing federal and state policy
support. The new solar PV capacity additions will recover
rapidly from COVID-19-related delays in India in 2021, with
strong policy support in Brazil and Vietnam driven by large
political support for distributed solar PV applications. The
new solar PV capacities increased in Brazil and Vietnam. The
total electricity generated by solar photovoltaic systems in
2021 is projected to grow to 145 TWh or almost 18 percent.
Renewable sources in the electricity generation mix are
expected to increase their proportion by 30 percent in 2021,
all the time from all renewable sources. In combination with
nuclear, carbon-free sources, the world coal plants’ output in
2021 is much higher than that.

According to the IEA’s 2021 Renewable Energy
Market Update [19], renewable energy is the only power
source for which consumption has risen despite the
pandemic by 2020, while other fuel consumption has
decreased. In light of current commercial and political
changes, the renewable energy market investigates new
global renewable power add-ons for 2021 and 2022. It also
establishes a modern biofuel production prediction for
these years, as the industry experienced significant losses
due to a fall in transportation demand during the pan-
demic. It is expected to maintain the exceptional level of
renewable energy add-ons and that 270 GW will become
operational in 2021 and 280 GW in 2022. This expansion is



more than 50% higher than the annual capacity rise record
set in 2017-2019, implying that renewables will account
for 90% of global capacity growth in both 2021 and 2022,
as indicated in Figure 3.

2.1. Requirements for Grid-Integrated RES. Although some
renewable energy sources are linked to the transmission
system, most of them are linked to the distribution system.
The operators of both distribution (DSOs) and transmission
systems (TSOs) have been facing significantly higher levels
of penetration of renewable sources, especially PV and wind
systems, and many other strategies to replace conventional
power plants with RES have been launched [20]. These
changes have forced electrical system operators to take into
account the impact of that penetration on grid stability.
TSOs and DSOs have introduced new regulations at PCC, a
common point of connection between the power grid and
RES [21, 22]. RESs have the potential to handle various
disturbances, increase the stability of voltage and frequencies
and reliability, and improve power quality and security of
power grids; they are required to act as traditional power
plants [23]. The new requirements include standards of PCC
power quality [24], voltage regulation [25], frequency reg-
ulation [26, 27], voltage stability support through reactive
power injection [28], frequency stability support through
active power control [26, 27], and voltage ride through
(VRT) [29-34]. VRT s further subcategorized into (i) LVRT
(low-voltage ride through) [30], (ii) ZVRT (zero-voltage ride
through) [33], and (iii) HVRT (high-voltage ride through)
[34]. In [30], the energy storage system was controlled by
LVRT, and reactive power supports the grid; the limitations
are overshooting, high fluctuations, superimposition, ad-
ditional investment costs, periodic inspection, and main-
tenance, as specified in the grid code, whereas in [32],
STATCOM and SVC control the LVRT; it injects reactive
currents and improves the VRT capacity; however, there are
no data about the change of DC-link voltage during grid
faults; also, the complexity and costs increase. Voltage ride-
through standards in different countries are tabulated in
Table 1.

2.2. Power Quality. Power quality for electricity suppliers
and their customers has become an important concern.
From the point of view of customers, the consequences of
disturbances in terms of financial loss can be between
hundreds to millions of dollars. Power quality issues lead
to losses of consumer satisfaction and also losses of load or
income from the point of view of utilities. Quick incidents
such as voltage transients, swells/sags, voltage impulses,
high-frequency noise, and faults are power quality issues;
generally, these are identified as any deviation from the
standard voltage source. Hence, issues of power quality
affect electrical equipment directly [35-37]. The per-
centage sharing of major power quality issues is shown in
Figure 4.

Disturbances that could lead to problems with power
quality may be an operation of unbalanced and nonlinear
loads, start or switch off huge loads such as motors,
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energization of transformers and capacitor banks, or failure
of devices such as transformers and wires, lightning, and
natural events. The two main standards for power quality
issues are the IEC and the IEEE. Table 2 contains the latest
revisions to these standards [38-48], and the time required
for RES to clear the abnormalities when exposed to ab-
normal voltage and frequency [49] is listed in Table 3.

Table 4 lists the most important issues of power quality
and their definitions, and Table 5 provides reasons and
effects of problems of power quality together with their
duration and magnitude. IEC 61000-3-2 (1995-03), IEEE-
519, and IEC/TS 61000-3-4 (1998-10) establish guidelines for
limiting harmonic problems. IEEE P1564 and P1547a ad-
dress the voltage sag issues. The first deals with the impacts
of voltage sag, while the second deals with ways to stabilize a
system through voltage sag mitigation. The flicker problem
characterizes IEC 61000-4-15. IEEE 1159-1995 characterizes
general problems with power quality. IEEE 1250-1995 and
IEEE P1409 discuss the impacts and corresponding solu-
tions on power quality issues. IEEE Standard P1547 dis-
cusses microgrid characteristics and their interconnections
with the power system.

2.2.1. Power Quality Improvement (PQI) Techniques.
Various PQI research aimed at minimizing problems with
PQs are reported, and the ideal grid integration of renewable
energy sources is promoted; however, every mitigation
technique creates certain difficulties; hence, it will continue
to be an active research sector in the future too. Current
quality improvement (CQI) and voltage quality improve-
ment (VQI) strategies are two types of PQI techniques that
emphasize renewable energy integration, as shown in Fig-
ure 5. The VQI technology addresses voltage variations and
frequency mitigation in DGs. Further subclassifications of
VQI techniques may include energy storage (ES) [50],
custom power devices (CPDs) [51], optimization of energy
conversion [52, 53], spinning reserve [54], and a few ad-
ditional unique technologies based on the variable frequency
transformer (VFT) [55] and the virtual sync machine [56].
Further CQI technologies can be divided into passive filters
(PFs) [57], active power filters (shunt and series) [58], smart
impedance [59], hybrid filters [60], and multifunctional DGs
[61].

2.2.2. Custom Power Devices (CPDs). Critical equipment
protection against voltage sags and interruption is supplied
with storage units. Examples of storage systems include
flywheel energy storage system (FESS), superconducting
magnetic energy storage (SMES), uninterruptible power
supply (UPS), ultracapacitors (UCAPs), and batteries. They
are used to mitigate the required energy due to faults and
voltage drops. The most efficient method of mitigating
voltage slags is by using custom power devices (CPDs); they
ensure that the quality and reliability of supply are guar-
anteed to customers [62, 63]. Table 6 contains the most
important CPDs to mitigate the issues related to power
quality.
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TaBLE 1: Voltage ride-through standards in different countries.
Regulation
Parameters Country During fault After fault
t max- (S) V min- (%) t max- (S) V max- (%)
UK 0.14 15 1.2 80
Denmark 0.5 20 1.5 90
US (NERC) 0.625 15 3.0 90
LVRT China 0.625 20 2.0 90
Japan 1.0 20 1.2 80
US (PREPA) 0.60 15 3.0 85
Romania 0.625 15 3.0 90
Canada 0.15 0 1.0 85
Germany 0.15 0 L5 90
Australia 0.45 0 0.45 80
US (WECCQC) 0.15 0 1.75 920
ZVRT Spain 0.15 0 1.0 85
Malaysia 0.15 0 1.5 90
Italy 0.2 0 1.5 85
South Africa 0.15 0 2.0 85
During fault (caused voltage increase)
t max- (S) V min- (%)
Denmark 0.1 120
Germany 0.1 120
Spain 0.25 130
US (NERC) 1.0 120
US (WECCQ) 1.0 120
HVRT US (PREPA) 1.0 140
South Africa 0.15 120
Malaysia Continuous 120
Australia 0.06 130
Italy 0.1 125
Romania, China, Canada, and the UK Not defined Not defined

3. Dynamic Voltage Restorer

DVR is a compensating device having a series impedance
that is serially connected between the PCC (point of com-
mon coupling) and the load as shown in Figure 6. It supplies
the required voltage during sag to synchronize the load

voltage and permits the switching of real and reactive power
between DVR and distribution systems [64]. Westinghouse
manufacturing company (part of Siemens) introduced the
first DVR in August 1996, with the support of the Electric
Power Research Institute (EPRI), with an installed capacity
of 2MVA at Duke Power Company located in North
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TaBLE 2: Power quality standard and their recommendations.
References  PQ standard Recommendations
[38] IEEE 519 Harmonic limitation of current and voltage.
[39] IEC 61000-3-2 Limitation of harmonic current (device input current<16 A).
[40] LEC/TS 21000_3- Limitation of harmonic current (device input current> 16 A).
[41] IEEE P1564 Sag performance indication and characterization.
[42] IEEE P1547a Allow the equipment to improve stability through voltage mitigation.
[43] IEC 61000-4-15 An obvious sign of fluctuations/flicker characterization.
Definition and regulating of power qualityin alternating power systems (AC) and their influence on
[44] IEEE 1159 ;
customer devices
[45] IEEE 1250 AC system voltage disturbances, their impact on sensitive equipment, and harmonic limitation.
[46] IEEE P1409 Progress in standard custom power devices.
[47] IEEE 141 Voltage regulation, property maintenance, preservation, reliability, simplicity, and flexibility.
[48] IEEE P1547 Distributed generations (DGs) integration with power systems.

Carolina (USA) on 12.47kV distribution systems
having three voltage source inverters and three injection
transformers with the in-phase compensation technique
[10, 15].

The equivalent circuit of DVR is obtained by connecting
a voltage source Vomp in between the source (V) and load
(V1) with their respective impedances Zg and Z; as shown in
Figure 7. At PCC source, the current Iy is divided into I and
IoT , where I; is the sensitive load current and Ioris another
load current. The voltage at PCC is represented by Vg, and
the voltage compensated by DVR is Vpyg. Resistance R and
inductance L are obtained from the impedance Z of the filter
and injection transformer, and the values of Rpyg and Xpyr
are related to Vpyg. The impedance of the source, load, and
DVR are Zs, Z;, and Zpyy, respectively.

P g is the real power, and Qg is the reactive power of
supply.

P | is the real power, and Q is the reactive power of the
load.

P pyr is the real power, and Qpyr is the reactive power
supplied by the DVR.

The voltage across sensitive load V7 is given by

di

Vi (t) =V (t) + Vpygr (B) + Rip (t) + Ld—tL,
V2
Xpvr = SDVR Xp.u,
DVR
, (1)
v
Rpyg = SDVR Rp.u,
DVR
V2
Zoyr = SDVR Zp.u.
DVR

The percentage of voltage handling capacity upyg and
current handling capacity ipyr of DVR is given by [65]

v
Upyr% = =22 100%,
s,rated

(2)

. I
ipyr% = —2R-100%.
L rated

I pyr is the current rating of DVR, Vg ueq is the rated
supply voltage, and I, a4 is the rated load current of DVR [66].
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TABLE 3: Response to abnormal grid voltage and frequency.

Standard Voltage (V) Clearing time (sec)
Abnormal response of grid voltage
V<45% 0.16
45% < V< 60% 1
IEEE 1547 Rule 21 60% < V< 88% 2
110% < V< 120% 1
120% <V 0.16
V<50% 0.1
50% < V< 85% 2
IEC 61727 110% < V< 135% 2
135% <V 0.05
V<50% 6"
50% < V< 88% 120"
IEEE 929 110% < V< 120% 120"
120% <V 6*
V<80% 0.1
VDE-AR-N-4105 V> 110% 01
V<200V 2
AS 4777 V>270V 2
Abnormal response of grid frequency
f<57 0.16
57<f<59.5 2
[EEE 1547A Rule 21 60.5<f< 62 5
62<f 0.16
IEC 61727 +1 0.2
f<59.5 6"
IEEE 929 605 o
m f<515 0.1
VDE-AR-N-4105 o4 ol
f<45 2
AS 4777 55 5
f>60.5 0.16
Rule 21 <593 0.16
*Cycles

DVR mainly consists of a bypass switch, injection
transformer, filter, inverter, and DC-link capacitor or energy
storage as shown in Figure 8. DVR can be categorized into
1-¢ DVR shown in Figure 8 and 3—¢ DVR shown in
Figure 9. A bypass switch is used to connect the DVR to the
line during the injection mode and disconnect the DVR
under standby operation. The injection transformer will
adjust the DVR output voltage and isolate DC to AC sys-
tems. High-frequency harmonics present in DVR output
voltage to attenuate this LC filter are used. The voltage is
maintained as constant during transient by using a DC-link
capacitor; hence, a steady-state operating range of DVR will
improve. For deep voltage sags, the external energy storage
supplies the desired real power to the load. The most es-
sential part of DVR is the inverter; it produces the required
controllable voltage for compensation.

The dynamic voltage restorer works in three operating
modes. They are (i) voltage compensating or active or
injecting mode, (ii) standby mode, and (iii) fault current
limiting or protecting mode. When the voltage disturbance
occurs within the operating range of the DVR. at that in-
stant. the bypass switch is open and DVR switches to active
mode and feeds the grid with the required voltage. Once the
voltage is in its normal range, the bypass switch will close

and end the compensation mode. It is not necessary to inject
voltage into the grid under normal conditions; hence, the
DVR is left out through a bypass switch to reduce the power
loss in the DVR by restricting the inverse effect on line
voltage; this mode is known as the standby mode. Some-
times, high current flows through DVR due to SC fault on
the load side which will cause damage to the injection
transformer and DVR components; hence, the identification
of downstream fault is necessary to protect the DVR [67].
The protection scheme of DVR is presented in Figure 10. It
provides an alternative path to the fault current through
breakers, thyristors, and varistors and ensures that the
current path should be present. If the current path is not
present, a severe overvoltage appears at the terminals of the
injection transformer [66, 68].

By lowering the fault current, the DVR disables both
main and backup protection. As a result, the duration of
the defect may be extended. As a result, using a DVR to
reduce the fault current to zero, interrupt it, and send a
trip signal to the upstream relay or circuit breaker is
preferred (CB). The ability to inject 100% of the voltage is
required for the FCI function. As a result, the series
transformer and VSC power ratings would be almost three
times higher than those of a standard DVR with 30%-40%
voltage injection capabilities. As a result, the DVR will
cost extra. The economic feasibility of such a DVR is
determined by the cost of the DVR, and the importance of
the sensitive load is protected by the DVR.

3.1. DVR Topologies. The DVR can be categorized into
various groups, related to the configuration of energy
storage, location of the filter, presence of the injection
transformer, and structure of the converter. Figure 11 shows
various categories of system topologies.

3.1.1. Location of the Filter. Usually, the high-frequency or
carrier frequency switching technique is used in DVRs.
Hence, the output voltage is embodied with higher-order
harmonics; thus, it is required to attenuate the harmonics,
and for that, generally a low-pass LC filter is used [69-73].
As indicated in Figure 12, the filter is connected to the
inverter side [72] or the supply side [73]. The converter
side filter has the advantage that it does not allow the
higher harmonic currents into the series transformer;
hence, the rating of a transformer will decrease; also, the
dv/dt stresses on the transformer are reduced. However,
the presence of a passive element will produce an extra
drop over the transformer. A capacitor is connected to the
series transformer in the case of a grid-side filter scheme.
It will solve the issues related to the presence of the in-
ductor in the inverter side filter. However, this topology
has poor efficiency as compared to the previous one for
harmonic reduction.

3.1.2. Presence of an Injection Transformer. In DVR, the
inverter generates the required compensation voltage and is
injected through the injection transformer. Based on
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TaBLE 4: Description of power quality issues.
PQ issues Characteristics Expression Constraints
Normal x(t) = sin(wt) w=27f rad/s
. 0.1<a<0.9,
x(0) =1 -a(u(t—t;) —u(t—t,))] sin (wt) T<t,—t,<9T
Voltage dip/sag A decrease in RMS voltage With harmonic 0.1<a<05,
x(t)= [ alult — 1) - ult - 1,)* I<t-t=<9T,
! 2 0.05< a3, a5<0.15
[a;sin(wt) + assin(3wt) + assin(5wt)] Sa)? =1
. 11<a<0.38,
x()=[1+a(u(t—t;)—u(t—t,))] sin (wt) T<t,—t,<9T
Voltage swell/ . . With harmonic 0.1<a<0.8,
rise An increase in RMS voltage X(B) =1+ ault—t,) - u(t - £,))]" T<ty~t,<9T,
< <
[aysin(wt) + azsin(3wt) + assin(5wt)] 0.05<a, ;XS <015,
Z(txi) =1
0.1<a<0.8,
Transient A sudden voltage change, current x(t) = 05T<t,—t,<3T,
change, or both sin(wt) + ae” U (u(t —t,) —u(t —t,))sin(2nfnt) 300 Hz < fn <900 Hz,
8ms<7<40ms
The distorted voltage or current 0.05<a3,a5, 7<0.15
. waveform is due to the existence of . . . .
Harmonic integral multiples in fundamental x(t) = arsin(wt) + azsin(3wt) + assin(5wt) + a7 sin(7wt) S(a) =1
frequency
Voltage flicker/ Fluctuations or a random change in _ . . 1.1<a<0.2,
fluctuation the amplitude of the voltage (1) = [1 - a sin@rpt)]sin () 5Hz<f<20Hz
Voltage Reduced supply voltage or charge _ . 09<a<l,
interruption current to below 0.1 pu A =[1-alu(t=t) —ult ~1))] sin (@) T<t,—-t;<9T

injection transformers, there are two topologies: injection
transformer-based DVR topologies and transformerless
DVR topologies.

(1) Transformerless DVR Topologies. In some DVR topolo-
gies, the injection transformer is removed to overcome the
issues associated with core saturation and inrush currents
present in the transformer; such topologies are named
transformerless topologies [74] shown in Figure 13. The
benefits of transformerless DVR topologies are less weight
and a significant reduction in volume and price [75, 76].
However, the converter must allow the full voltage; hence,
for better efficiency of higher voltage applications, multilevel
inverters are used. A transformerless DVR presented in [77]
consists of a buck-boost converter with five bidirectional
switches. It has the advantages of compact structure and
lightweight. However, due to bidirectional switches, this
converter experiences a commutation problem and high
cost. To overcome the tough commutation problem, Zhou
et al. [78] proposed a DVR with an indirect AC/AC con-
verter heaving six unidirectional switches.

(2) Transformer-Based DVR Topologies. For isolation, an
injection transformer is required; in the case of DC-link in
DVR, it is activated from the supply or load side via a
rectifier; however, if energy is received from battery storage
in DVR, the injection transformer is not required because
the battery works as a floating DC source [79]. The major
issues associated with injection transformers are saturation
and protection of the transformer. The solutions to the
saturation problems in the injection transformer have been

addressed in [80-83]. Figure 14 represents transformer-
based DVR.

3.1.3. Energy Storage. In DVR, energy storage means ex-
ternal energy devices (not for DC-link capacitors) are used
to inject real power into the grid. Depending on energy
storage, there are two DVR topologies: (i) without energy
storage topologies and (ii) with energy storage topologies.

(1) Without Energy Storage. By connecting a series converter,
a shunt converter (mostly rectifier), or an AC-AC converter
to the grid, the required compensating energy is directly
received in this method. The converter is added to either the
grid side or load side which are presented in Figures 15 and
16 , respectively. Preliminary research was carried out on
DVR without DC-link before 1996 [84]. A few developments
in this topology were reported in [85-87] after the devel-
opment of bidirectional switch escalating the progress of
AC-AC converter-based DVR [88]. According to the nature
of voltage sags, a control scheme is proposed to compensate
for the sag with phase jump in [89]. In these topologies, a
considerable amount of supply voltage is present at the time
of sag, and this residual voltage is utilized to boost and
protest the full load at rated voltage. However, during fault
conditions, it draws more current from the line; hence,
upstream loads have higher voltage drops.

(2) With Energy Storage. The required compensation energy
is drawn from a variable DC-link (capacitor supported or
self-charging) shown in Figure 17 or from a constant DC-
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TaBLE 5: Characteristics, causes, and effects of power quality issues.

Magnitude (pu)

PQ issues Causes Category and duration Effects
0.1-0.9
. I 5
Start of huge loads, loading of nstantaneous t;dig
Voltage dip/ grid, variations in sup ply 0.1-0.9 Motor overload or decay,
voltage, inrush current, .
sag . Momentary lock-up, and data inaccurate 30
faults, and irregular
. cycles-3 sec
connection
Temporar 0.1-09
P Y 3sec-1 min
Instantaneous 0 5}310_ 1c'8cles
Stop/start of large loads, ’ Y
S 1.1-1.4 Loss of data, damage to
Voltage swell/ variations in supply voltage, -
. . . Momentary equipment, lock-up, and 30
rise inrush current, and irregular .
. data inaccurate cycles-3 sec
connection
Temporar L1-1.2
porary 3 sec-1 min
Nanosecond <50 nsec
Impulsive Microsecond 50 nSec—1 msec
.Stop/.start of large l.oad.s, Millisecond — . Electrical equipment
Transient lightning, snubber circuits, >1 msec interference, loss of data,
and incorrect connection to Low 0-4 flickering of lights, and
the transformer frequency 0.3-50msec  harm to sensitive appliances
Oscillatory Medium 0-8
frequency 20 usec
High 0-4
frequency 5 usec
<0.1
Instantaneous 0.5-30
cycles
Voltage Insulation failure and <0.1 Disturbance of data
interruption disturbance in control Momentary processing devices 30
cycles-3 sec
Temporar <01
porary 3 sec-1 min
Steady-state Data unfaithful, lock-up,
Harmonic Nonlinear loads — motors and transformers
overheating, and losses in 0-20%
electrical equipment
Voltage. Load switching and supply Intermittent  Flickering of light, over and
fluctuation/ voltage fluctuations — under voltages, and damage 0.1-7%
flicker 8 to the load-side device TR

link (external energy storage supported) shown in Figure 18.
In capacitor-supported topology, the discharging energy
from the DC-link capacitor is injected into the grid during
the active mode. In the standby mode, the DC-link capacitor
is charged and stores the required energy. It is more eco-
nomical since there is no need for external storage. However,
the stored energy in the DC-link capacitor is limited; hence,
it is inadequate to compensate the deep sags for high pfloads
in a lengthy period. Constant DC-link topology requires
direct energy storage devices, such as SMES, super-
capacitors, and batteries, and also an extra high-rated energy
converter is connected to transfer the large stored energy to a
low-rated DC-link storage to maintain a constant voltage

during sag, but the size and capital cost of the DVR get
increased.

The energy storage of intermittent renewable sources is
an extensive area of research since energy storage is utilized
in several applications in the grid, including energy shifting,
electricity supply capability, supporting frequencies and
voltages, and the management of electricity bills [90-92].
Energy storage technologies are pumped hydroelectric
(PHS) [93], compressed air energy storage (CAES) [94],
flywheel energy storage (FES) [95], battery energy storage
(BES) [96], thermal storage [97], and hydrogen [98]. Table 7
provides a technical and economic summary of key energy
storage technologies. According to the International
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FIGURE 5: Power quality improving techniques for integration of renewable energy.

TaBLE 6: Applications of the CPDs.

Custom power devices (CPDs)

Applications/functions

Distribution static synchronous
compensator
Active power filter

Current harmonics, power factor, load voltage/current balancing, and flicker.

Harmonic distortion and transient.

Interline power flow controller
Dynamic voltage restorer

Static current limiter solid-state circuit
breaker

Solid-state transfer switch

Static synchronous series compensator
Static VAR compensator

Static synchronous compensator
Surge arrester

Unified power flow controller
Uninterruptible power supply

Transient, damping oscillation, voltage control, and reactive power flow control.
Voltage balancing, voltage sags/swells, flicker, and voltage regulation.

Disconnects the faulted circuit and fault current limitation.

Voltage sag/swell and transmitting power from another feeder.
Fault current limitation, control of current, and active/reactive power.
Flicker and unsymmetrical loads.

Transient, damping oscillation, and voltage fluctuation/flicker.

Overvoltage and transient.
Voltage and active/reactive power control, fault current limitation, and transient.
Emergency power shortage.
Voltage/current balancing, voltage sags/swells, harmonics, power factor, fluctuations, and

Unified power quality conditioner

Transient voltage surge suppressors

harmonic load current.
Voltage transient.

Hydroelectricity Association (IHA), PHS is the most ad-
vanced and well-established storage technology in the world,
with a total installed capacity of 153 GW in 2018 and is
expected to increase by almost 50 percent to about 240 GW
by 2030 [112].

A PHS system can support seasonal management, time-
shifting, peak lopping, back-up, filling of the valley, and
energy management. It is, however, geographically con-
strained, capital-intensive, and frequently delayed owing to
environmental permission. Technology in CAES can provide

services of flexible power quality, but it also suffers from the
same problem as PHS such as geographically limited. During
the industrial revolution, flywheel technology was quickly
developed as the mechanism for smoothing steam engines
[95]. Energy storage batteries are an electrochemical storage
system that delivers quality services in power and were
recently used to supply variable renewable storage systems
such as solar PV and wind, in part driven by reductions in
battery costs. Several technologies for batteries are covered
in [113] from advanced lead acids widely used in automotive
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FIGURE 8: Schematic representation of 1-¢ DVR.

and heavy goods vehicles to the development of flow battery
technologies that could be used in the power storage market.
However, the most popular technology for portable and
power storage systems has emerged from lithium-ion battery
systems. Lithium-ion batteries have a low self-discharge rate,
have a high energy density, are flexible and lightweight, and
require little maintenance when compared to other battery
technologies, making them the most popular. However,
depending on the ambient conditions, lithium-ion systems

necessitate temperature monitoring, and certain installa-
tions have cooling systems. The worldwide demand for
batteries is increasing, with the use of batteries for portable
and energy storage devices.

The benefits of various energy storage (ES) technologies
such as energy density, cycle lifetime, and specific power can
be combined with those of hybrid energy storage systems
(HESS). Furthermore, combined technologies can differ in
their electricity characteristics significantly; for example,
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FiGUure 14: The transformer connected to DVR [15].

cut-off voltage prevents overload. A PE interface is thus
important in controlling the both terminal voltage and
power flow of individual devices in the HESS between
various ES devices. Several configurations have been pro-
posed and discussed that connect each HESS to ES device to
the common DC-link [114-119].

HESS integration can be implemented by utilizing
cascaded modular converters and existing PE devices. For
example, the typical HESS composed of batteries and
supercapacitor can be integrated into the MMC by con-
necting the DC-link to the battery, and connecting the
submodules to the supercapacitors or connecting the

batteries and supercapacitors to various submodules. Ad-
vanced control algorithms can control the active power
supplied by DC-links/batteries and submodules/super-
capacitors in the AC power [120]. Table 8 lists major
electronic power suppliers to the commissioned BESS
utilities and their solutions.

A capacitor-supported DVR was proposed by Nielsen
and Blaabjerg [122]; it gives comparatively less performance
for deep sags. Narrow sags, that persist not more than one
minute, are compensated by using an ultra-capacitor-based
DVR [123]. Wang and Venkataramanan [88] reported that
flywheel is an effective technology for short-term energy
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storage. Kim et al. [124] proved that SMES is capable to
mitigate the narrow voltage sags for MJ/750 kVA DVR. Shi
et al. [125] presented that SMES is effectively mitigating the
sags persistence of 100 ms. Superconducting magnetic en-
ergy storage (SMES)-based DVRs are analyzed for voltage
sag compensation and technically validated in [126-128].
However, as compared to DVR supported with regular
battery energy storage (BES), the SMES-based DVR systems
are uneconomical because of the high capital cost of SMES
coils [129]. To overcome this, hybrid energy storage (HES)
was introduced by Shim et al. [130]; in that, they reported
SMES/HES is suitable for getting smooth output from re-
newable energy sources. Gee et al. [131] presented that SMES
or battery energy storage systems based on DVR are well
suited for three-phase loads. MW-class SMES integrated
with SFCL-based DVR for voltage sag compensation is
proposed and demonstrated in [132].The potentials and
constraints of various DVR topologies are listed in Table 9.

4. Control Systems in DVR

The control system plays a vital role in the DVR, and it goes
through several stages; these include (a) detecting voltage
disturbance, (b) generating the reference voltage, and (c)
controlling the converter. The systematic procedure of the
control system and different types of techniques used in the
detecting voltage disturbance unit, reference generation
unit, voltage and current controllers, and PWM pulse
generator are presented in Figure 19.

The efficiency of the control algorithm is completely
dependent on the accuracy and quality of the techniques
used in voltage detection. Input data received by the
detecting unit is the measured voltage on the supply or load
or both sides. The operating mode of DVR is decided by this
stage whether DVR operates as standby mode or active mode
or protection mode, by using traditional or advanced de-
tection techniques. In traditional voltage peak detection
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[133], RMS detection [134] are used, whereas in advanced
detection, wavelet [135], Kalman filtering [136], discrete
Fourier transform(DFT) [74], fast Fourier transform (FFT)
[136], numerical matrix [137], missing voltage [135],

rotating DQ reference frame [90], and synchronously ro-
tating frame (SRF) [89] are used. If there is no voltage
disturbance, then the bypass switch is turned ON and DVR
acts as the standby mode. If any load side fault is detected,



mneering

Mathematical Problems in Eng

16

. . ¢ . < “nT - [oTT ‘00T “66] ‘ent * P nt BT ¢
[901] onl 4 [o1T ‘66] 4 [o1T1 ‘66] 4 [o1T ‘001] . [00T ‘66] . [o11 “zOT] m_o: 00T ‘66] pazer o [o1T ‘01 “poT1] . [o1T “00T1] (01T *S0T P01 20T ‘001] [0TT ‘0T 0T ‘66] funew
UIZI[RIDISW WD UIZI[RIDIWWO0D UIZI[RIDISWWOD UIZI[RIDIWWOD UIZI[RIDIWIWOD UIZI[RIDIWWOD pazienIawuod UIZI[RIDIWWOD pazifenIawwod
uaAr0Ig uaA0Ig Ay Surziferdawwod/2In)e ASojouyday,
Jusnoid JuaAro1g JuaAo1q JuaA0Ig JuaAroig Jusnoid Amy/omyewr A1 A Juanorg Amy/omyewr 19
Jaanjewr A1
[101] [16] _ e [101] [16] 00z-0TT . [101] [16] 08-S¥ [101] . ~ ~ e (B3/9m)
002-08  0001-00% (6] s-s0'0 0€-01 [16] s€-5¢ [to1] 002-5£ (6] 06-0 07T-0sT [16] SL1 [1o1] s2-05  0S-0¢ [16] 0S-S€ (o] 09-0¢ [16] 08¢ [rot] 0£-01 [ro1] sT-5°0 A810ua oyadg
_ _ _ ’ _ [901] 000Z-008 [901] [901] O¥T-0ST [901] _ _ _ B1/m)
(161 00000t oot ost-0 [16] s1€-0ST ¥L1 [16] 00T-0ST [16] 0€Z-0ST 081 [16] 00€-SZ Jamod dypadg
_ . [orT ‘001] [orT ‘001] [ot1 “001] [or1] . . [orT ‘10T ‘001] [oTT “T0T1-66] P [o1T ‘T01-66] yoedur
[o1T ‘001] MOT o] Asap Jrrsy—— Mop/wnIpOI - [otT 001] WSrH  [o01T ‘001] YSIH e Mo/ TImIPaIY [0TT “T01-66] MoO[ 127 - [euowOIAUg
[rrr) Leg-vs
(1] . [111] $1L2-159 ~ _ _ . [111] Lzws-s801 [o1T] _
$$801-6801 [0TT]  [0TT] 000%6-00T [t ssot-o6t [o1T] 000%-000T [oT1] s¥e-001 [ru evs-oze [ott] oose-oee fot1] oorr-0g [l 1ez-sie 000°0ST-002[20T ‘T0T] frrl E.N Ll (Um)
- [16] s1-¢ 000°080°1-0005 6] 0002-00¢ [or1] 000Z-00T [001] 008 1-00¢ [201] 002-001 [orT] 006-0ST [¥01] 00ST-008 [oo1] osT-0ZT  [OTT] OFI-T [101] 0005-000T [001] 0001-005 [or1] oz 162-1 § 150> AZ1oug
[101] 000°01-000T [0o01] 000T-0ST [66] 008€-009 [10T ‘66] 005-00¢  [66] 00¥T-00% _SLQMHON&_ 052 [66] 0TT-T [66] 00010001 [60T ‘T0T-66] 001-§
_ [TT1] Thev—€0€T _ _ _ [so1] 000Z-008
[16] [ri oce-ciz [T11] 08%-1L2 [T11] 8291-159 [tot “00T1] _.:: mwmwm.owm (] 1s9-oze (I seor-tivt [T11] 08€-1LT [zot “001] (M)
— [101] 00£-00T [zo1] 00€-0ST [zot ‘10T “66] [66] 00S1-00S [oot] 00€-00T [zo1] 008-00% o
SO8V70PE 661 681-002 l66] osv-o0t [oor] 0051-009 000F~00201 000£-000T (101 ‘661 009-00¢  [66] ooo1-o0p | C0T ‘00T 6] 0s€-0SC 000c~009 § 1509 Jomod
[66] 000%-006 [66] 00€7-000T
[or1]
[t01] [ot1] s1-1 [0T1] 07-9%'0 [o11] €€°0-€0'0 P, [oT1] 12°0-20°0  [0T1] OT'T-€€0°0 [o11] 00°0 . (%) @8xeydstp
B! "07-6%" _ .
1-50°0 [tel 0 [ooT ‘66] ST-0T  [00T ‘66] 0F—0C loot] prews (101 “001] €0-T'0 lortl szoz-68'TT {011 "Zot ‘001] 07 [101 ‘001 9°0-Z'0  [10T ‘001] €0-T'0  [FOT ‘T0T] TeWS {ort} 00t-% [101] 00T oo_m“wov%: s Areq
[zoT ‘00T ‘66] [tot “00T1] [FOT ‘20T ‘10T ‘66]
_ c6] + gl + _ ¢ _ - < - — - ‘ + 14) swnyr
[oot “66] +0T [ooT “66] +0T [oot] 01-¢ [oor “66] ST- [zo1] ¥1-01 101 [ooT “66] 0Z-0T c1-¢ 6] S1-¢ [66] 0¥-0T [zot-001] ST “[66] +ST 09-07 (14) wnayry
[oo1]
_ _ ’ [o01] 298 [oo1] [oo1] Ut g . g : . (g-sur)
[66] sw 001> [66] swg [o01] 228 [66] s-sw 0z [80T] 298> [001] 235[66] sw T 6] 2s-sw0z 938 66] SWOI-5 -1 ‘6] U 1-T [s01] 23s “[66] d9s-swp>  urwz-1 [SOT F0T] st asuodsay
uru [66] uru-29s
[1o01] . ~ ; [0t ‘00T “66] . [zot ‘00T “66] 3 _ y [201 ‘00T “66] oy _ [soT “ZOT ‘00T “66] (1y-sur)
he-1 [16] +T1  [66] 29 8-SIN [66] Ty-s [001] s1401-298 Uy [201] y-298 1095 [001] s1y-298 [101-66] 1y-228 AT [SOT ‘20T “66] U GT-SN FAqE-1 swm sfreyosiq
[601] [so1]
[16] [601] s6 [601] 86-S6 [601] [vo1] L6-06~ [zoT “001] [ooT1] [oo01] [601] €£6-06 (%) fouanyya
[16] 0%-s€ [201] 06-58 6,-0L [10T “00T] $8-0£ [20T ‘001]
- ¢ — ¢ — — - § — — — — - — — — — din puno
81-¥1 [2o1 ‘001] 86-56  [20T “001] S6-06 78-S [001] 06-S8  [2OT “00T] 06-S8 06-08 [66] 06-68  06-58 [66] $9-09 08-SL [66] 06-0L 6805 [66] 63-0L [s01] 56-06 [66] S6-€6 189 “[66] S8-52 11 punoy
- [z01] 000%-000T  [20T] 0005-00S [801] Z-5°0 [20T] 0002005 [zo1] 00€-07CT (eot “oor] [66] 00€-0ST  [T0T “00T] 00F—0T  [T0T ‘00T] T-S°0 [¥OT “20T] 0002-0001 [601 FOT] S'T-S°0 wm
0€2-0S1 Aysuap 1amog
_ S [zo1] [so1] [£o1] 05€-00T 3 [cot “o01] . _ [2o1] 00T-0S _ . . ~ [sor “zot “00T] (17um)
[cor} s'T-z0 01-7 [201] ST-6'T  0£-02 [001] €€-9T ~ [20T ‘T0T] 00S-00T [cot] 081-05T 057-0ST (1ot “66] 0s1-09 [1o1 “001] 08-05 [cor-oot] 9-¢ [vot ‘zot] 08-02 S1-60 Aysuap A8roug
[16] 05€-05 [€01] 01-0 [901]
[16] [16] 05-510°0 [16]
[16] o . - . . e o [101] [101] 8-50°0 . N e . [€0T] 000€-00T S9°'1-0 [S0T] ST°0-10°0 [€01] 000€-000T (M)
057-08 :wm_ wmo.o (rot ‘oot ot-r0 {101 ‘001] £0-0 (oot) £-€0 _Ww_ ﬁwm_ m%m% 7-50'0 [201] €-0 [66] ¥€-50'0 (1ot “66) 0v-0 oﬁ_vmmm ﬂ%w%.o% [c01-001] [2o1 “001] ST'0-0 [c01-66] 0005-0T a8uer 1amoq
00€-5 [66] 0001-S  [0T] ST'0>[66] 0T-T0
SHINS S40S TIIA uor-I7 TDINEN S-eN PO-IN v-ad SAYD SHA SHd
rewtayy,  uadorpAg sIgjoweIR
@213 [eI1WAYO01393[ TedTURYIIN

‘sardojounda) 93e10)s AS10Us JULILYIP JO s1vjowrered [edTUYD]], 1/ TIAV],



Mathematical Problems in Engineering

17

TaBLE 8: Major power electronic unit providers for commissioned utility BESS [121].

PE provider

Battery technology DC-DC stage Power/energy (MW/MWh)

AC/DC voltage (V
voltage (V) Topology Module power level

AC V bc
ABB Li-ion No 20/6.67 415-690 975-1200 2L/3L 72kW-1 MW
Parker SSD Li-ion No 12/4 400-480 720-1200 2L/3L 1.2-22 MW
Dyna power Li-ion — 11/4.4 — 750-1150  2L/3L 1MVA
Mitsubishi Li-ion — 20/6.33 300 — 2L/3L 0.5 MW
Enercon Li-ion Yes 10/10 — — 2L/3L 300 kW
Nidec NaS Yes 12/96 — — 2L 1.2-2.5 MW
General electric Lead acid — 21/14 480 431-850  2L/3L 1.25 MW
S and C electric Lead acid Yes 10/0.14 480 460-800  2L/3L 1 MW/1.25 MVA
Extreme power Advanced lead acid — 10/7.5 480  750-1200 2L 1.5MVA
Younicos Advanced lead acid — 36/24 415-690 975-1200 2L/3L 250kVA

TaBLE 9: Potentials and constraints of various DVR topologies.

Inverter

Location of filter side

Line side

Higher-order current harmonics are eliminated before entering the injected transformer. The
fundamental component consists of voltage drop and phase shift. Influence the control system in the

DVR.

The control system in the DVR is not affected.
Less efficient than inverter side connected filter.

Without IT

Minimizing the size, weight, and cost.
Saturation and inrush current issues are not present.

Not recommended for high voltage applications.

Injection transformer
aT)
With IT

The voltage rating of the inverter is proportional to the turn ratio of the transformer.
Preferable for high voltage applications.
Downstream fault current protection of the transformer is difficult.
Saturation and inrush current issues are present in the transformer.
Requires high-frequency transformer.

Efficiency is relatively poor.

Without ES

Cost-effective.
Small and modular design.
Suited for strong electrical grids.

The burden on the grid is more and hard to control.

Energy storage (ES)

With ES

Better performance.
Less burden on the grid.
Easy to control.
High cost.

When the energy stored is lost, the capability of compensation reduced.

then DVR comes into protected mode. Once it detects
voltage disturbance, then the DVR comes into active mode
and generates the magnitude and phase angle of the ref-
erence voltage in the reference generation unit by using a
suitable compensation technique (explained in a further
subsection) and is injected through the converter. This in-
formation is computed by using different phase-locked loops
(PLLs).

Figure 20 depicts a rotating DQ reference frame
controller. The error signal and change in error signal
drive the PI controller, which analyses the input and
generates controller output. The PWM receives the
controller output as a reference voltage. The inverter is
controlled by the pulses generated by the PWM pulse
generator. The magnitude and phase angle of the reference
voltage are generated using a correction approach and are
fed into the multilayer inverter. This data are derived
using phase-locked loops (PLLs).

Many papers [138] have recently introduced a variety of
PLL schemes such as the synchronous reference frame PLL
(SRE-PLL) [139, 140], the dual second-order generalized
integrator PLL (DSOGI-PLL) [141], the double synchronous
reference frame PLL (DSRF-PLL) [142], and the enhanced
PLL (EPLL) [143]. Table 10 illustrates the comparison be-
tween the strong and weak sides of the selected PLL
algorithms.

For reference generation, the coordinate transformation
(Park and Clark) method [144], the symmetric component
estimation method [145], and the instantaneous power
theory (PQR) method [146] are used. The converter is
controlled either by an open-loop (feed-forward) controller
or a closed-loop (feedback) controller [147]. In open-loop
control, the generated voltage reference is straightly given as
a reference to the PWM. However, in the closed loop, the
generated reference voltage is fed to the controllers such as
passive-based controller [148], two degrees of freedom
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Figure 19: Different techniques at various stages in the control strategy of DVR.

(2DOF) [149], sliding mode [150], H-infinity [151], repeti-
tive [152], neural [153], fuzzy logic [154], multiloop [88],
hysteresis voltage [155], state feedback [156], predictive
[157], and proportional-resonant (PR) [133]. The controller
output is given as a reference voltage to the PWM. The

operation of the controller is controlled by the pulses
generated by the PWM pulse generator. Sinusoidal PWM
[158], space vector PWM (SVPWM) [159], multilevel fun-
damental frequency [160], selective harmonic elimination
(SHEPWM) [161], hysteresis modulation [162], multicarrier
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FI1GURE 20: Rotating DQ reference frame controller.
TaBLE 10: PLL synchronization schemes and performance comparisons.
PLL
methods SRF-PLL DSOGI-PLL DSRF-PLL EPLL
(i) Easy implementation (i) Fast dynamic response gi))lgjalilgna?;iz; voltage
. Y mprer . (ii) Unbalanced voltage o 8 . .
(ii) Computational burden is (iff) Phase jumping (iii) Stability (i) Harmonics
Advantages l?.s.s (iv) Variations and rise in (iv) DC oﬁfset. . (u) Stabﬂlt}.’ .
8
(iii) DC offset frequency (v) Computational burden is (iii) Phase jumping
(iv) Fast dynamic response o less (iv) DC offset
(v) Stability (V.) Stability (vi) Load rising
(vi) DC offset . . .
(vii) Phase jumping
(i) The dynamic response is
i) Voltage unbalances i) Load risin, . .. slow
(i) Voltag bal (i) Load rising (i) Frequency rising and :
(ii) Phase jum (ii) Average implementation q Y J (ii) Frequency rising and
jump 8 P overshoot q Y &
Limitations (iii) Frequency rising and (iii) Harmonic (ii) Simplicity variations

overshoot
(iv) Load rising
(v) Harmonics

high
(v) Simplicity

(iv) Computational burden is

(iii) Load rising

(iv) Average implementation
(v) Simplicity

(vi) Voltage unbalances

(iii) Average
implementation

PWM [163], phase-shifted PWM [164], level-shifted PWM
[165], reduced carrier PWM [166], subharmonics PWM
[167], and discontinuous multilevel space vector modulation
[168] are the various modulation techniques used to gen-
erate the pulses. Table 11 represents the comparison of
different linear controllers, and Table 12 represents the
comparison of different control strategies used in grid-
connected three-phase four-leg inverters.

4.1. Compensation Techniques Used in DVR. The required
DVR output voltage is achieved by using a suitable com-
pensating technique. The selection of compensation strategy
depends on the reference produced by the reference

generation unit because it influences the phase-locked loop
(PLL), which leads to a key task in synchronization of grid
voltage. Hence, by using the proper compensation tech-
nique, the PLL output is controlled. Different compensation
strategies are presented in Figure 21.

4.1.1. Presag Compensation (PSC). In this strategy load
voltage is maintained with the presag voltage; therefore, no
voltage disturbance is sensed by the load because the load
voltage is having the same magnitude and phase angle [66];
hence, it is also known as the voltage quality optimized
technique. The vector representation of PSC is shown in
Figure 22. During sag, the DVR is controlled by adding more
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TaBLE 11: Comparison of various linear controllers.

Parameter Feedback Feedforward

Stability Can be unstable Good

Response time Medium and controllable Fast and depends on the system
Measures Load side voltage Grid side voltage
Transient overshoot Controllable Not easy to control

Steady-state error Can be eliminated High

Switching harmonics Penetrate the control Do not penetrate the control
Compensation of asymmetrical fault Good Possible but slow
Compensation of DVR generated voltage Can be reduced Difficult to control

**Composite controller measures the load side voltage for feedback and grid voltage for feedforward, and the response time of it has a strength of both
feedforward and feedback.

TaBLE 12: Comparison of different control strategies.

Control technique

Reference Reference frame Modulation
Voltage control Current control

[169] PR p SPWM

[170] Repetitive — 3D SVPWM

[171] Hysteresis — Hysteresis

[172, 173] ab frame P + resonant — —

[174-176] Predictive — —

[177] Sliding mode — 3D SVPWM

[178] PR and PI P SPWM

[179] . PR _

[180, 181] Stationary frame PR PR

[182] PR P

[183] dqo frame and stationary frame Integral — 3D SVPWM

[184] PI p SPWM

[185, 186] PI PI

[187] PID and PD —

[188, 189] dao frame PI PI 3D SVPWM

[190] q PI PI

[191] PI and resonant —

[192] State feedback —

[193] Pole-placement — —

FiGure 21: Classification of DVR compensation techniques.

Compensating

Techniques




Mathematical Problems in Engineering

Imaginary

-

I =1% Real

FIGURE 22: Presag compensation technique.

real power which affects the rating of direct energy storage or
energy received from the grid; hence, the requirement of
energy source to supply active power will increase apart from
reactive power injected by the inverter. It is acceptable for
both balanced and unbalanced sensitive loads heaving phase
jump or not. (3) gives the magnitude of Vpyg, and the phase
angle of Vpyg is obtained from equation (4).

Vo = VIV +(VE9) (v, cos(s,)). - )

V,sing - Ve sin(¢-d,) > @

LV =tan '
Dvie <VL cos ¢ — Vé‘jg cos(¢ - 8p)

where Vpyyr is the DVR injected voltage, ¢ is the phase
angle between V; and I, V'8 is the grid voltage at sag, & is

the corresponding angle of phase jump to Vgag, and p is the
corresponding phase of the supply voltage (a, b, or ¢).

4.1.2. In-Phase Compensation (IPC). If any disturbance in
the supply voltage concerning the magnitude, then DVR
restores the same voltage in phase with the supply voltage
[194]; hence, it is known as voltage amplitude optimized
control. The vector representation of IPC is shown in
Figure 23. This technique reduces the requirements of
supplying real power but is unable to compensate for the
phase angle of load voltage which may cause harm to some
sensitive loads. The injected voltage Vpyg is given by

Sa
Voyrp = \/ElVL - Vc,g . (5)

4.1.3. Minimum Energy Compensation (MEC). DVR voltage
is controlled by adding voltage at 90° to the load current
[195]. The vector representation of MEC is shown in Fig-
ure 24. This technique minimizes the capacity of energy
storage by drawing more real power from the grid, and this
minimization is inversely proportional to the sag depth.
Equations (6) and (7) represent the magnitude and phase
angle of Vpyg, respectively.

21
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FIGURE 23: In-phase compensation technique.
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FIGURE 24: Minimum energy compensation technique.

Vpvr, = V2 \/(VL)2 (VY - (2V,VE cos(8, + ), (6)

[ Vysin(¢ + a) —ngg sin(¢—6p)
LVpyr, = tan < , (7))
Vicos(p+ a) - VG’g cos(¢ - SP)

where « is a shifted phase angle between Vpyg and I,

4.1.4. Hybrid Compensation. The benefits of previous
compensation techniques are mixed to develop a hybrid
compensation technique. This technique avoids a large DC-
link capacitor [146]. In the proposed compensation strategy
in [196], first, the load voltage restores via the PSC strategy
and catches a transition to the MEC strategy. Figure 25
shows the transformation between presag to in-phase
compensation. In the beginning, the presag technique is
applied to compensate for the voltage sag as shown in Figure
25(a). Once the DC-link voltage reaches a specific point,
then it starts to change the compensation strategy, and the
systematic synchronization of grid voltage was carried out by
phase look loop (PLL) as shown in Figures 25(b) and 25(c).
In this way, the phase angle is gradually changed, till it is in
phase with the grid voltage as shown in Figure 25(d). The
mapping of different compensation techniques used for
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FiGure 25: Hybrid compensation technique: (a) presag compensation, (b, ¢) change from presag to in-phase, and (d) in-phase

compensation.

various applications is shown in Figure 26, and Table 13
the performance of several compensating

compares
strategies.
5. Inverter Topologies

In many industrial applications, MLIs have found their
extensive influence such as UPFC, drives with high power
and medium voltage, DSTATCOM, electric vehicles (EV),
active power filters, DVR, microgrid, grid integrated or
standalone photovoltaic (PV) systems, and numerous other
fields [197]. Because of the power and voltage rating limits
on power-semiconductor devices, two-level voltage sources
(VSIs) were mostly limited to low voltage and medium
power applications. Furthermore, these pulse width (PWM)
inverters have been affected by excessive switching losses
caused by high-frequency switching. These constraints
motivated the introduction of a multilevel inverter (MLI),
which generates many voltage levels on the inverter output
using a variety of voltage sources, capacitors, and power
semiconductor devices [198]. To keep MLIs economical for
grid-connected renewable energy applications, current ad-
vancements in MLIs have focused on reducing switch
counts, gate driver circuits, and DC supply, as well as im-
proving the quality of power and fault-tolerant capability
[199].

MY
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5 2| % E W
) S 2 g
= () g
- &= ==
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o onl| ©
= || =2 =¥ i =]
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5} o o | =)
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3 all 2 il
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= ||=
e ElE e
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. 3 3 &= 2
g £ g || & £
2l EY ZE|2 &
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N N,

DC-Link Voltage
Requirement

Energy Storage
Requirement

Magnitude of Injected
Voltage

FIGURE 26: Mapping of compensation strategies.

Depending on supply DVR is classified into single
phase and three phase. Based on the inverter, each one is
again divided into different topologies, and they are
shown in Figure 27. Half-bridge inverters [200] and
H-bridge (full-bridge) inverters [201] are familiar inverter
topologies in single-phase DVR. Besides that, numerous
multilevel inverters, matrix converters, and impedance-
fed inverters [202] are used for both single and three-
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TaBLE 13: Comparison of various compensation techniques.

Parameters IPC

PSC MEC

Linear
Only magnitude of voltage and
not phase angle jump
Storage devices and injection
transformers require minimum
ratings

Load recommended

Regains
Device ratings

PLL must be synced with source
voltage, and hence, it will not be
locked during compensating

PLL performance at

load condition

Power requirement Real and reactive power

Distortion Distortion is not' minimized by
phase jump

The magnitude of the

. Mini
injected voltage e

Causes transient and circulating

Nonlinear Linear
Both magnitude and phase angle jump of Only magnitude of voltage and
voltage not phase angle jump

Storage devices and injection transformers

require higher ratings Required high-rated inverter

PLL must be synced with source voltage,
PLL will be locked, and the phase angle will
be restored as quickly as feasible if the
failure occurs
Real and reactive power

PLL must be synced with source
voltage, hence it will not be
locked during compensating

Only reactive power

The method causes the lowest distortion

Very high in comparison with
other methods
Undesirable phase shifts are

Maximum

Reliable for the protection of sensitive loads

Reliability current without transient or circulating current present during VQItage 538
compensation
Voltage disturbance is not fully The voltage dlsturban.ce ' ehmm'ated Voltage disturbance is not fully
Outcomes o although the phase angle jumps are different o
eliminated . eliminated
in every phase
Compensation Balanced and unbalanced voltage Balanced and unbalanced voltage sag .
strength sag
DVR
' v
Single Three
Phase Phase
' ' ' Y v v
Half Bridge Full Bridge Three Three Six-Switch Six-Switch
Two level Three level Phase Full Phase Four Two-Level Two-Level
Bridge Leg Split
l Capacitor
AC-AC Multilevel
Matrix Inverter Z-Source
'
Single DC Multiple DC
Source Source
y
v v ! [
Nel.lral Flying Modular Cascaded Reduced
ot Capacitor  Multilevel H-Bridge switch count
Clamped |
v 1 v 1
Symmetrical Asymmetrical Hybrid Other
Cascaded Topologies
H-Bridge

FiGgure 27: Different inverter topologies in DVR.

phase DVRs. AC-AC converter-based DVRs [78, 203] are
used to mitigate the PQ problems without a DC-link
capacitor as shown in Figure 28. However, during voltage

sag, AC-AC converters draw huge current from the grid.
Thus, these are not suitable for long-duration voltage sag
mitigation in weak grids. For deep voltage sag, Z-source
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Ficure 28: AC-AC converter-based DVR [78].
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FIGURE 31: 3 — ¢ six-switch two-level inverter-based DVR [207].
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FIGURE 32: 3 — ¢ six-switch split capacitor inverter-based DVR [208].

TABLE 14: Merits and demerits of various inverter topologies in DVR.

Ezf' Inverter topology Strengths Weaknesses
[200] 1 - ¢ half-bridge inverter The switch cougt is redu.ced and it is quite ~ The harmonic content. of the output voltage is
inexpensive high

[201] 1 - ¢ full bridge inverter Preferably for high voltage systems Quite high harmonic content

[205] 3 — ¢ full bridge inverter Smooth control and cheap dv/dt stress is hlghgr, resulting in
electromagnetic interference

[206] 3 — ¢ four-leg inverter The DC-link capaartlc(); Eiizilcmg problem does Additionally, two more switches are required

[207] 3¢ six switch inverter The rec_lulre.ment forA power semiconductor Compensation for.unbalanced voltages is

devices is less, with simple topology difficult
[208] ?{— ¢ split capacitor six Able to compensate for unbalanced voltages DC-link capacitor balancmg Wlll face input/
switches four-wire inverter output voltage ratio issues
[203] AC-AC converter Variable and constant energy sources are not Lower efficiency for heavy sag in the
required substandard grid
[204] 7-source inverter Capable to supply the voltage for lower DC-link A number of LC elements are required and

during deep voltage sag shoot through the problem
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TaBLE 15: Comparison of various two-level inverter topologies in DVR.
Ref. Injection Compensation ... No. of . .
o, Inverter topology Energy storage transformer technique Capabilities levels Modulation technique
(10] VSI inverter Capacitor Present — Only sag 2 PWM
[80] VSI inverter C;r::?:t Present — Only sag 2 Space vector PWM
[134] VSI inverter Electr91yt1c Present PSC Only sag 2 PWM
capacitors
[200] 11— ¢ half-bridge inverter Capacitor Not present — Only sag 2 PWM
[201] 1-¢ full bridge inverter Constant Present — Both 2 PWM
source
- Lead-acid Voltage space vector
[205] 3 - ¢ three wire inverter batteries Present PSC to IPC Only sag 2 PWM
. Constant
[206] 3 —¢ four-leg inverter source Not present — Only sag 2 —
[207] 3 — ¢ six-switch inverter Capacitor Present — Only sag 2 —
3 — ¢ split capacitor six Lead-acid Voltage space vector
[208] switch four wire inverter batteries Present PSC to IPC Only sag 2 projection method
[209] VSI inverter Capacitor Present — Only sag 2 PWM
. Constant
[210] VSI inverter Present MEC Only sag 2 PWM
source
. Lead-acid
[211] 3 — ¢ three-wire batteries Present PSC to IPC Only sag 2 Space vector PWM
[212] 3 - ¢ half-bridge inverter Cscz)r:frt::t Present PSC Only sag 2 PWM
[213] VSI inverter C;:)r;s::ent Present PSC and IPC Both 2 Space vector PWM
Si¥ e
Ve -
=2 C3

-
]

o o~
Lt

(a)

FIGURE 33: Classical multilevel inverter topologies [198]. (a) NPC. (b) FC. (c) CHB.

converter-based DVR with less DC-link voltage was
presented in [204], although it requires more storage
elements and also suffers from shoot-through.
Full-bridge, four-leg, six-switch, and six-switch split
capacitor topologies are the most common traditional in-
verter topologies used in three-phase DVR. In [205], the
authors implemented a DVR by using a three-phase full-
bridge PWM voltage-source inverter supplied by lead-acid
batteries for real power support as shown in Figure 29; the
DVR can compensate the voltage swells/sags using the
voltage-space-vector PWM (VSVPWM) approach and the

software phase-locked loop (SPLL), thus keeping the load
voltages at 1.0p.u. A 4-leg VSC-based DVR shown in
Figure 30; the DVR provides closed-loop control for pro-
ducing unbalanced 3-phase voltages with a zero-sequence
component, and the DVR’s response during voltage sags is
instant, with less than 8 ms delay. The extraction of sequence
components accounts for the majority of the time delay
[206].

Six-switch two-level voltage-source inverter-based DVR
with a common DC capacitor (C4.) shown in Figure 31 was
proposed in [207]. In this topology, to safeguard unbalanced
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FIGURE 34: Reduced components topologies (a) with H-bridge [219]and (b) without H-bridge [197].
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FIGURE 35: Miscellaneous hybrid topologies: (a) MV/HV and high-power applications [256] and (b) LV supply from standalone PV arrays

[258].

and nonlinear loads, a simple generalized technique for
generating instantaneous reference compensating voltages
for managing self-supported DVR based on basic SRFT was
devised. A fundamental positive-sequence extractor has
been suggested, which extracts three fundamental positive-
sequence phase voltages from just two unbalanced and/or
distorted line voltages. A six-switch split capacitor shown in
Figure 32 was implemented in [208]; here, a 3-D voltage
space vector PWM algorithm has been implemented for the
control of the three-phase four-wire inverter, and the
positive, negative, and zero sequence components of the
terminal voltages were controlled instantaneously. A DVR
with a three-phase split capacitor inverter was studied,

which can inject three distinct voltages in series with the
main circuit to maintain the voltage waveform at the sen-
sitive load. Usually, two-level voltage source inverter-based
DVR [201-207] is suitable for low voltage. Merits and de-
merits of various inverter designs of DVR are reported in
Table 14, and a comparison of various conventional two-
level inverter topologies of DVR is tabulated in Table 15.
However, for higher power, two-level voltage source
inverters are not suitable because the switches will block
large voltage, and more dv/dt creates electromagnetic in-
terference; to get better from these issues, multilevel inverter
(MLI) is the best option. The benefits of MLIs are lower
output voltage step, high power quality, fewer switching
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FIGURE 37: Reduced switch count (T-type) MLI-based DVR [263].

losses, minimum harmonics, and better electromagnetic
compatibility.

MLISs are useful for high-voltage applications due to their
capacity to synthesize output-voltage waveforms with an
expanded harmonic spectrum and achieve a higher voltage
with a limited maximum device rating. A multilevel output
can be produced by properly arranging power-switching
semiconductive devices and voltage sources. MLIs are
classified into two types: classical MLIs and recent hybrid
MLIs.

5.1. Classical Multilevel Inverter Topologies. Conventional
MLI topologies are commonly employed in a wide range
of manufacturing and grid-connected renewable energy
systems. Classical topologies are popular because they
have a modular structure, are easy to manage, have low
harmonic distortion, are fault-tolerant, and have low
switching losses. The familiar classical multilevel inverter

topologies are diode-clamped (or) neutral-point clamped
(NPC), flying capacitor (FC), and cascaded H-bridge
(CHB) inverters shown in Figure 33. Certain performance
metrics and terms used often in MLIs are as follows: N, is
the switch count, Ny, is DC sources, N, is the number of
voltage levels, N is clamping capacitors count, N, is the
diode count, N4 is the count of clamping diodes, Ny is
the number of DC-link capacitors, Vi is the total
blocking voltage, PIV is the peak inverse voltage, and TSV
is the total standing voltage of MLI. Table 16 presents
quantitative and qualitative comparisons between clas-
sical MLI topologies. All these topologies have their
positives and difficulties. Capacitor voltage balancing is
difficult when the voltage level increases in the case of
diode-clamped MLI; hence, these are restricted to three
levels. However, most of the industries use three-level
NPC inverter. Flying capacitor MLI requires more DC
capacitors for higher voltage levels. However, there is
flexibility to set the switching combinations feasible for
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DC capacitor voltage balance [164]. Due to its modularity
characteristic, CHB MLI topology becomes more reliable
and popular. However, each bridge needs an isolated DC
source, and for higher levels, the requirement for switches
also increases [144].

5.2. Hybrid MLI Topologies. Recently, many hybrid topol-
ogies have been proposed by researchers mainly emerging
from conventional topologies to attain power quality issues
and high grid code standards economically [214-220]. Re-
cent hybrid MLI topologies are mainly classified into re-
duced components with H-bridge topologies [221-238];
they have separate blocks for polarity and level generation
and are best suited for LV applications, as shown in
Figure 34(a). Reduced components without H-bridge to-
pologies [239-247], capable of generating bipolar waveform,
consisting of several unit cells connecting in serial, are
mainly used in medium voltage (MV) applications, as shown
in Figure 34(b). Miscellaneous hybrid topologies are

primarily designed for high power and MV/HYV applications
[248-257], as shown in Figure 35(a), whereas, some other
topologies [258] use variable turn ratio transformers to
generate more voltage levels while improving the LV supply
from fuel cells, and standalone PV arrays are as shown in
Figure 35(b). In MV grid-connected power systems, tradi-
tional topologies are still commonly employed. However, the
worsening penetration and compliance with power quality
and the high grid code standards measures of renewable
power systems have led scientists to invent new RC to-
pologies for MVs and high-power applications in modern
times. In these topologies, there is no separate H-bridge to
create polarity; other benefits include modularity, fault
tolerance, high reliability, and reduced space requirements.
The comparison of various hybrid MLI topologies is pre-
sented in Table 17.

In [77], a new DVR topology based on a buck-boost AC/
AC converter was proposed. It contains five bidirectional
switches, an inductor, and a capacitor, and the topology’s
most notable feature is the lack of an injection transformer,
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allowing for a direct connection to the grid without the need
for storage elements. As a result, as compared to conven-
tional topologies, this topology has less physical volume,
mass, and cost. A DVR with a cascaded H-bridge multilevel
converter was proposed in [144] that could connect directly
to the MV network without the use of an injection trans-
former as shown in Figure 36. The voltage restoration is
achieved by the capacitors as energy storage using the zero
active power compensation technique.

DVR with five levels reduced the number of power
circuit components. TCHB inverter [259] was used to
mitigate the voltage sag using two voltage compensation
schemes, in-phase and presag compensation. In [260], the
authors proposed an S4L inverter-based DVR with a single
DC power source and reduced switch count; thus, it is more
cost-effective. Furthermore, it generates seven levels, which
greatly aids in the reduction of the system’s harmonic
problem. Interline DVR with a CHB multilevel inverter was
proposed by Shahabadini et al. [261] to mitigate the voltage
sag with better THD. An adjustable DC-link connected MLI-
based DVR is suggested in [160] , which is suitable for
compensation of both long- and short-period sag. DVR with
an open-end winding transformer having reduced inverter
loss and lower harmonics is proposed in [165]. A cascaded
OEW transformer-based DVR is reported in [262] with
better voltage levels and reduced THD even though it does
not require extraclamping diodes. The number of switches
required for n-level voltage in conventional MLI is
Ngw=2(n—1). For a definite voltage level, these topologies
require a high number of switches; thus, the required gate
drivers, size, and cost are increased. To overcome these, a
T-type MLI-based DVR is proposed for medium- and high-

power applications in [263] which is shown in Figure 37, and
a comparison of various multilevel inverter topologies in
DVR is tabulated in Table 18. A comparison of various
multilevel inverter topologies in DVR is shown in Figure 38.

In addition to mitigating the sag and swelling, the DVR
can execute other functions such as compensation of se-
lective voltage harmonics [86, 270, 271], mitigation of
voltage flickers [272-274], reactive power compensation
[275], and frequency compensation [276]. Protection of the
DVR [277] is very important during the fault at the load side
of the DVR; otherwise, the same downstream fault current is
present in the DVR, and it may damage the DVR. This
protection is achieved by making an alternative path for the
fault current through breakers, thyristors, and varistors.
However, other proposals [85, 270, 278-280] also actively
limit the downstream fault current. Various functions and
applications of DVR are presented in Figures 39 and 40,
respectively.

6. Conclusions and Future Scope

A systematic review of different types of DVR systems and
the future scope of the relevant literature are discussed in
this article. Studies reviewing the DVR include many areas,
but specifically, power quality issues, energy-storage to-
pology, absence of energy, and controlled strategies are
covered in this paper. DVR configurations based on power
converters and control units at different stages are described
in detail based on the latest literature. In the orientation
towards the integration of renewable energy sources, certain
updated and upgraded DVR configurations are also pre-
sented. This review supports the selection of the best, most
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cost-effective, and high-performance DVR configuration
based on the requirements of researchers and scientists
working on this prospective research [281].

Future research could be conducted in several areas of
the literature. The following are some essential consider-
ations; however, they are not exhaustive:

(i) The efficiency of the DVR circuit is limited by VSI,
filter, and transformer losses. The buck nature of the
VSI output voltage necessitates the use of a boost
converter between the energy storage and the in-
verter, which adds more switches, controls, and
complexity. By using a multilevel inverter in place of
VSI partly or entirely, the need for filters can be
eliminated, resulting in fewer switching losses. This
allows us to increase DVR’s efficiency, LVRT ca-
pacity, cost performance, deep sag/swell compen-
sation, reliability, and harmonic compensation.

(ii) The depth of the sag and duration of the sag de-
termines the storage capacity. If there is a long-term
sag, the energy storage capacity declines and the
DVR’s compensating property gets reduced. The
strategy used during the detection stage unit may be
modified, particularly when it comes to deep/long
voltage sags/swells to the extent that the detection
process is highly reliable.

(iii) DG and DVR integration has gained popularity due
to its reliable features. Future research should take
into account the integration of DVR with micro-
grids and smart grids which will improve power
quality for the end-users.
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